Ain Shams Engineering Journal xxx (2016) XXX—XXX

Ain Shams University

Ain Shams Engineering Journal

Contents lists available at ScienceDirect l‘

journal homepage: www.sciencedirect.com —— .

Electrical Engineering

DSTATCOM deploying CGBP based icos ¢ neural network technique

for power conditioning

Mrutyunjaya Mangaraj *, Anup Kumar Panda

Department of Electrical Engineering, National Institute of Technology, Rourkela 769008, India

ARTICLE INFO

ABSTRACT

Article history:

Received 24 August 2016
Accepted 13 November 2016
Available online xxxx

Keywords:

CGBP based icos ¢ neural network
DSTATCOM

MATLAB

RTDS

Present investigation focuses design & simulation study of a three phase three wire DSTATCOM deploying
a conjugate gradient back propagation (CGBP) based icos ¢ neural network technique. It is used for var-
ious tasks such as source current harmonic reduction, load balancing and power factor correction under
various loading which further reduces the DC link voltage of the inverter. The proposed technique is
implemented by mathematical analysis with suitable learning rate and updating weight using
MATLAB/Simulink. It predicts the computation of fundamental weighting factor of active and reactive
component of the load current for the generation of reference source current smoothly. It’s design capa-
bility is reflected under to prove the effectiveness of the DSTATCOM. The simulation waveforms are pre-
sented and verified using both MATLAB & real-time digital simulator (RTDS). It shows the better
performance and maintains the power quality norm as per IEEE-519 by keeping THD of source current
well below 5%.
© 2016 Ain Shams University. Production and hosting by Elsevier B.V. This is an open access article under
the CC BY-NC-ND license (http://creativecommons.org/licenses/by-nc-nd/4.0/).

1. Introduction

In recent years, various loads such as industrial, commercial and
domestic industrial loads are the integral part of the modern elec-
trical distribution system. These are like personal computers, unin-
terruptible power supplies (UPS), inverters, fax machines, printers,
fluorescents lighting, variable speed drives, induction heating and
electric tractions etc. Basically, these loads are the main reason
in reducing the power quality performances. So that whole system
suffers from the various problems like reactive power burden, har-
monics contents, poor voltage regulation and load unbalancing and
so on which raises more loss in the feeder, transformers, genera-
tors and shrinks active power flow. Also it reduces the efficiency
and life span of the equipment [1]. The other reason is that less cost
of custom power devices (CPDS) to sustain the market demands. In
view of these two reasons, most of the research is being heartened
by manufacturing industries. There are several types of CPDs are
used in the distribution system for specific purpose. DSTATCOM
is one of CPDs. This is used for various purposes like reactive power
compensation, harmonic reduction, power factor correction and
load balancing etc. [2]. The extent of accuracy of DSTATCOM is
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much dependent on the design and modelling of control mecha-
nism for computation of reference current [3-13]. To serve this
purpose, many algorithms like synchronous reference frame
(SRF) theory [3-5], Lyapunov-function based control theory [6],
instantaneous reactive power (IRP) theory [7,8], synchronous
detection (SD) theory [9], fryze power theory [10], icos¢ control
technique [11,12] are adopted.

Besides these, generation of switching signal and reference cur-
rent estimation of voltage source converter (VSC), many soft com-
puting training based algorithms have been adopted like neural
network (NN) and adaptive neuro-fuzzy inference system (ANFIS)
[13-17]. Among these, NN is more popular in the distribution sys-
tem due to the following advantages such as dynamic operation,
self-organization and fault reduction through adaptive learning.
Apart from them, many other control algorithms such as the recur-
rent Neural Network [18,19], Zhang NN [20], bi-Projection NN [21]
can also be used for the control of d-FACTS devices.

Apart from them, there are other various types of neural net-
work such as gradient descent back propagation (GDBP), GDBP
with momentum (GDBPM), variable learning rate GDBPM
(VLGDBPM), CGBP and quasi Newton back propagation (QNBP).
The advantage of CGBP algorithm relies on adjustment of the
weights along conjugate directions rather than steepest descent
direction which reduces the step size and performance function
as well [22]. In view of certain modification of control technique,
CGBP is combined with conventional icos¢ control technique in
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this paper. This attempt is taken for the following purposes such as
source current harmonic reduction, load balancing and power fac-
tor correction etc. and also reduced rating of DSTATCOM is
obtained. So CGBP algorithm is also feasible solution to show the
better performance in driving DSTATCOM under various loading
operating conditions.

2. DSTATCOM with power distribution system

The schematic diagram of DSTATCOM with power distribution
system is depicted in the Fig. 1. Here, the DSTATCOM is configured
for three phase three wire (3P3W) system as 3P3W balanced
source supplied to 3P3W nonlinear load. The detail CGBP based
icos ¢ control mechanism is depicted in Fig. 2 and CGBP based
icos ¢ control architecture is shown in Fig. 3. The systematic proce-
dure for the estimation of switching signal generation is described
as follows.

2.1. Calculation of weighted value of fundamental active and reactive
components

The weighted values of the active components of the load cur-
rents (igp, inp & iicp) are expressed as

ilap uﬂp
ip | = Wo + [11gCOS ¢y, 115 COS ¢y, iic COS ¢y ] | Upp (1)
ilcp ufp

where wy is the initial weight, and i, i, and i, are the three phase
load currents, ugp, Uy, and U, are the in-phase unit voltages.

These in-phase unit voltages at point of common coupling (PCC)
are obtained from the following equations

uap 1 Usq

u =—| v 2
bp i sb ( )

Uep Usc

where vy, vsp and vy are phase voltage correspond to a, b and c-
phase respectively and the sensed PCC voltages () is calculated as

2(v%, 4+ v + v2)

v = sb sc 3

t 3 ( )
The above extracted three phase currents of ijp, ipp and i, are

passed through the continuous sigmoid function. The output sig-

nals Zyp, Zp, and Z, can be obtained by the following equations

Zap f(ilap) 1+ )
Iy | = f(ilbp) =1+ |1+emw (4)
Zep Sfliiep) 14 e o

The Zup, Zy, and Zg, act as input signal which are processed
through the hidden layer. These fundamental components are
the output of this layer ig1, ipp1 and icp; before processed through
the sigmoid function are expressed as

iap1 Zgp
Ipp1 | = Wor + [Wap Wi Wep]| Zip (5)
icpl ZCP

where wy; is the initial weight of the hidden layer, wgp, wyp and w,
are three updated weighted values of active component of load
currents.

The updated weight ‘wgp;’of active component of a-phase load
current can be expressed as

Source

E Non linear load
E Lsa ilu E E
E . . E 3-ph R
: lib {lb : Uncontrolled E
: o Bridge rectifier L,
H Lse Ue | :
. icq ey fee

r s A A

I3

&
Vi == C | %
L=

i DSTATCOM
Hysteresis current [ (o
controller Lsh
¢ Usc
i o o
l saT l st l scT
7,
Control Strategy deref)
7,
i Iy _Bie Vsa VsbVsc

Figure 1. Schematic diagram of DSTATCOM with power distribution system.
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Figure 2. Block diagram for switching signals generation of VSC using CGBP based icos ¢ control mechanism.
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Figure 3. CGBP based icos ¢ control architecture.
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where Kap = 7fl(iap1) + BapZ,,p(n,l).

A (ap)y oS (),
fl(iapl )Llf,(iﬂpl )n—] 7

ap

Af'(iapt gy = f'(Gapt )y — f (iapt )y

where wy, is the a-phase fundamental weighted value of the active
component of the load current, superscript ‘T is used for transpose,
w, is the average weighted value of the active component of load
currents, y is the rate of learning, f'(ig) is the first derivative of
igp1 component and Z, is the output of the feedforward section of
the hidden layer, etc.

The fundamental values ig1, ipp1 and igp are extracted using
Fourier principle which processed through the sigmoid function
act as an activation function can be calculated in terms of wgp1,
Wpp1 & Wepp as

Wap1 f(iapl) 1+ e lapt
Wpt | = | fliopr) | =1+ | 14ebm @
Wept f(icpl) 1+ el

The average weighted value of active component of load current
can be calculated as

Wap1 + Whp1 + Wep1
w, = Ll T (8)
The necessity of first order low-pass filters (LPF) is to extract the
lower order components and then reduced by a scaled factor ‘k;’ to
get the actual value wy, in the control mechanism which is shown
in Fig. 2.
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The above weighted values of ijg, ipg & iicq are passed through
the sigmoid function for the estimation of three weighted values
of reactive component of load currents (Zyg, Zpq & Z.4) which can

I,I‘”’ o o o Uag be expressed by the following equations
iibg | =Wo + [iigSINy, i SiNy, G SiNQ || Upg 9)
ilcq Ueq Zuq f(ilaq) 1+ e g
where g, Upg & U are the quadrature unit voltages correspond to Zog | = |f (l.”"’) =T=]1+ et (1)
a, b and c-phase respectively and can be expressed as Zg flig) 14 el
Ugq 0 Up Uy The estimated values of Z4q, Zpq & Z¢4 act as input signals are pro-
Upg | = % Bugp Uy —Ug (10) cessed through the hidden layer. The three phase fundamental out-
u v _3u 3u —u put components of this layer ig, ipg1 & icq1 before processed
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Figure 4. (i) DSTATCOM under constant loading, (ii) Harmonics spectrum of source current, (iii) Harmonics spectrum of load current and (iv) a-phase source voltage and

source current waveform.
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Here wqyq, Wpq and wy, are three updated weighted values of
reactive component of currents.

The updated weight ‘wgq:’of reactive component of a-phase load
current can be expressed as
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Figure 5. (i) DSTATCOM under variable loading, (ii) Harmonics spectrum of source current, (iii) Harmonics spectrum of load current and (iv) a-phase source voltage and

source current waveform.
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Af/(iaql)Zq :f/(iaql); _f/(iaql)L]
where Wgq is the a-phase fundamental weighted value of the reac-
tive component of load current, wy is the average weighted value of
the reactive load current component, f'(igq) is the first derivative of
iaq1 component and Z,, is the output of the feedforward section of
hidden layer, etc.

The fundamental values iqq1, ipg1 & icq1 are extracted using Four-
ier principle which processed through the sigmoid function act as

an activation function can be expressed in terms of Wqq1, Wpq1 and
Weq1 @S
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The average weighted value of the reactive component of load
current can be calculated as

_ Waql + qul + chl
- 3
The necessity of first order LPF is to extract the lower order

components and then reduced by a scaled factor ‘k;’ to get the
actual value wyq in the control mechanism which is shown in Fig. 2.

(15)

2.2. Computation of active component of reference source currents
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Figure 6. (i) DSTATCOM under constant loading, (ii) Harmonics spectrum of source current, (iii) Harmonics spectrum of load current and (iv) a-phase source voltage and

source current waveform.
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This difference is processed through the Proportional-Integral
(PI) controller to manage the constant dc bus voltage. The output
of PI controller can be expressed as

Wiap = Kpdp Vde + kidp / Vgedt (17)

The sum of output of PI controller and the average magnitude of
active component of load currents is the total active components of
the reference source current can be expressed as

Wspt = de + Wlp (18)

2.3. Computation of reactive component of reference source currents

The difference in between reference ac voltage ‘vyrn and

sensed ac voltage ‘¢’ is the error in ac voltage (7.) can be expressed
as

Ute = Vt(ref) — Ut (19)
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Figure 7. (i) DSTATCOM under variable loading, (ii) Harmonics spectrum of source current, (iii) Harmonics spectrum of load current and (iv) a-phase source voltage and

source current waveform.
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This difference is processed through the PI controller to manage
the constant ac bus voltage. The output of PI controller can be
expressed as
Waq = KpgqVte + Kigq / Vredt (20)

The difference between output of PI controller and the average
magnitude of reactive component of load current is the total reac-

tive components of the reference source current can be expressed
as

Wsqt = Wqq — Wig (21)

2.4. Computation of switching signal generation

Three phase reference source active component are estimated
by multiplying in phase unit voltage and active power current
component of respective phase and these are obtained as

isap Ugp
isbp = Wept | Upp (22)
iscp Uep

Similarly, three phase reference source reactive component are
estimated by multiplying quadrature unit voltage and reactive cur-
rent component of respective phase and these are obtained as

isaq Uqq
isbq = qut ubq (23)
iscq Ueq

The summation of active and reactive components of current is
called as reference source currents and these are obtained as

o

lsg lsap saq
Iy | = | Lbp | + | Isbg (24)
i;C iSCp iscq

The both actual source currents (isq, isp, isc) and the reference
source currents (i, iy, i) of the respective phases are compared
then current error signals are fed to a Hysteresis current controllers
(HCC). Their outputs are used to drive the power devices affianced

in VSC.

3. Simulation results & discussion

To analyse the performance of CGBP based icos ¢ control tech-
nique and to compare with icos ¢ control technique of DSTATCOM
is developed in MATLAB/ Power system Simulink toolbox which is
depicted below figures.

800
600 i 1
N . .
S \\ icos ¢ control algorithm
S CGBP based icos¢ control algorithm
200
0
0.5 0.55 0.6 0.65 0.7 0.75 0.8
Time (Sec)
®

3.1. DSTATCOM using icos ¢ control technique under balanced loading
condition

The functional behaviour of distribution system including
DSTATCOM using icos ¢ control technique under balanced loading
condition are shown in the Fig. 4(i)-(iv). Such condition is
achieved, by putting load remains constant. The traces are capaci-
tor voltage (vyc), compensating current (icq, ich, icc), l0ad current (i,
i, iic), source current (i) and source voltage (7s) organized from
bottom to top in Fig. 4(i). The THD percentage of source and load
current are 5.78 and 21.45 are shown in the Fig. 4(ii)-(iii) respec-
tively. The a-phase source voltage and source current are showing
the Power factor correction in Fig. 4(iv). The observation demon-
strated that this technique performs source elimination, load bal-
ancing and voltage regulation but not so much satisfactory as per
IEEE guidelines.

3.2. DSTATCOM using icos ¢ control technique under unbalanced
loading condition

The functional behaviour of distribution system including
DSTATCOM using icos ¢ control technique under unbalanced load-
ing condition are shown in the Fig. 5(i)-(iv). Such condition is
achieved, by releasing the load in a-phase from 0.6 s to 0.7 s. The
traces are capacitor voltage (v;.), compensating current (icg, icp
icc), load current (iyg, ip, i), source current (i;) and source voltage
() organized from bottom to top in Fig. 4(i). The THD percentage
of source and load current are 5.85 and 21.89 are shown in Fig. 5
(ii)-(iii) respectively. The a-phase source voltage and source cur-
rent are showing the Power factor correction in Fig. 5(iv). The
observation demonstrated that this technique performs source
elimination, load balancing and voltage regulation but not so much
satisfactory as per IEEE guidelines.

3.3. DSTATCOM using CGBP based icos ¢ control technique under
balanced loading condition

The functional behaviour of distribution system including
DSTATCOM using CGBP based icos ¢ control technique under bal-
anced loading condition are shown in Fig. 6(i)-(iv). Such condition
is achieved, by putting load remains constant. The traces are capac-
itor voltage (v4c), compensating current (icq, icp, icc), load current (i,
i, ijc), source current (is) and source voltage (#s) organized from bot-
tom to top in Fig. 6(i). The THD percentage of source and load current
are 3.13 and 22.25 are shown in Fig. 6(ii)-(iii) respectively. The a-
phase source voltage and source current are showing the Power fac-
tor correction in Fig. 6(iv). The observation demonstrated that this
technique performs source elimination, load balancing and voltage
regulation but not so much satisfactory as per IEEE guidelines.
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» CGBP based icos¢ control algorithm
200 1
0 L L L L L
0.5 0.55 0.6 0.65 0.7 0.75 0.8
Time (Sec)
(i)

Figure 8. Comparative results under (i) constant loading and (ii) variable loading.
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Figure 9. RTDS waveform for (i) s, (ii) i, (iii) v, (iv) i}, (iv) ic & (iV) vge.
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Figure 10. RTDS waveform for (i) v, (ii) is, (iii) @, (iv) i), (iv) ic & (iV) V4e.
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Figure 11. RTDS waveform for (i) v, (ii) i, (iii) z, (iv) i, (iv) ic & (iV) Yge.
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Figure 12. RTDS waveform for (i) v, (ii) is, (iii) z, (iv) i}, (iv) ic & (iV) V4.

Please cite this article in press as: Mangaraj M, Panda AK. DSTATCOM deploying CGBP based icos ¢ neural network technique for power conditioning. Ain
Shams Eng J (2016), http://dx.doi.org/10.1016/j.asej.2016.11.009



http://dx.doi.org/10.1016/j.asej.2016.11.009

M. Mangaraj, A.K. Panda/Ain Shams Engineering Journal xxx (2016) xXX-XxX 11

3.4. DSTATCOM using CGBP based icos ¢ control technique under
unbalanced loading condition

The functional behaviour of distribution system including
DSTATCOM using CGBP based icos¢ control technique under
unbalanced loading condition are shown in Fig. 7(i)-(iv). Such con-
dition is achieved, by releasing the load in a-phase from 0.6 s to
0.7 s. The traces are capacitor voltage (7,), compensating current
(icas 1cbs icc), load current (iy, iy, i), source current (i;) and source
voltage (vs) organized from bottom to top in Fig. 7(i). The THD per-
centage of source and load current are 3.26 and 22.38 are shown in
Fig. 7(ii)-(iii) respectively. The a-phase source voltage and source
current are showing the Power factor correction in Fig. 7(iv). The
observation demonstrated that this technique performs source
elimination, load balancing and voltage regulation but not so much
satisfactory as per IEEE guidelines. Current (iv) a-phase source
voltage and source current waveform.

The more prominent comparison regarding the 7, performance
which is supporting to the voltage regulation of DSTATCOM are
described below. Fig. 8(i) shows the performance of v, using both
these algorithms under constant loading. In this figure, the value of
vy is regulated at 661V by DSTATCOM using icos ¢ algorithm while
535V by DSTATCOM using CGBP based icos¢ control technique.
Similarly, Fig. 8(ii) shows the performance of v, using both these
algorithms under variable loading. In this figure, the value of vy
is regulated at 720-754V by DSTATCOM using icos¢ algorithm
while 566-594 V by DSTATCOM using CGBP based icos ¢ control
technique in the interval of 0.6-0.7 s.

The following performance parameters are enumerated in table.

All the above discussion is in favour of CGBP based icos ¢ control
algorithm than other. So that, DSTATCOM using suggested algo-
rithm will facilitate the better response in power quality issues
for all possible of varying conditions.

4. RT-Lab simulation results

The performances between icos¢ control technique based
DSTATCOM and CGBP controlled icos ¢ technique based DSTAT-
COM are carried out. These analyses are obtained in a PC inbuilt
with Opal RT-Lab software in real time [23,24]. The Opal RT-Lab
simulation waveforms are obtained using digital storage oscillo-
scope (DSO) and these are presented in Figs. 9-12. The source cur-
rent (i), load current (i), current (ic, ich, icq) and dc-link voltage
(vgc) for icos ¢ control technique based DSTATCOM under various
loading are depicted in Figs. 9(i-iv) and 10(i-iv) respectively. Sim-
ilarly the above performance parameter for CGBP controlled icos ¢
technique based DSTATCOM under various loading are depicted in
Figs. 11(i-iv) and 12(i-iv) respectively. The scale 100A/div for i, i,
ic and 500 V/div for vy are used. The real time digital simulation
results are in line with the simulation results and so confirm the
superior performance of the CGBP controlled icos¢ technique
based DSTATCOM. The various block parameters utilized for the
purpose of simulation studies are shown illustrated in Appendix A.

5. Conclusion

A DSTATCOM using CGBP control technique is carried out in
MATLAB/Simulink environment. The performance of this DSTAT-
COM is capable of achieving source current reduction, load balanc-
ing power factor correction and voltage regulation as per norms &
regulation followed by IEEE-519 standard and more desirable in
reducing the size of DSTATCOM and hence, it can be provide better
economical solution for power quality problems with effectively
and efficiently. One can be concluded in nominating the particular
topology with such control algorithm for DSTATCOM. It can be

hoped that this research work will significant impact on user,
designer, manufacturer, researcher & power engineer for further
correction of power quality.

Appendix A

Three phase supply voltage 230 V (L — L), 50 Hz, Source resistor:
Rs=0.04 Q, Source inductor: L;=0.04 mH, 3P3W full bridge
uncontrolled rectifier with R=13Q, L=200mH, ren=700V,
Urep) = 325V, Lr=1.5mH, Ry=0.04 Q, wo=0.4, wo; =0.2, p=0.6,
ki=04, k,=0.1, cut of frequency of LPF in the dc bus
controller = 10 Hz, cut of frequency of LPF in the ac bus con-
troller = 10 Hz, PI controller gain in the dc side kpap =2, kigp =3.5
and dc link capacitor = 2000 pF, etc.
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