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Abstract

This paper studies the forecasting performance of the general equilibrium model of bond yields
of Marzo, Séderstrom and Zagaglia (2008), where long-term interest rates are an integral part of
the monetary transmission mechanism. The model is estimated with Bayesian methods on Euro
area data. I compare the out-of-sample predictive performance of the model against a variety
of competing specifications, including that of De Graeve, Emiris and Wouters (2009). Forecast
accuracy is evaluated through both univariate and multivariate measures. I also control the
statistical significance of the forecast differences using the tests of Diebold and Mariano (1995),
Hansen (2005) and White (1980). I show that taking into account the impact of the term structure
of interest rates on the macroeconomy generates superior out-of-sample forecasts for both real
variables, such as output, and inflation, and for bond yields.
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1 Introduction

Different frameworks have been proposed to study the relation between movements in the term

1 The so-called ‘macro-finance’ models

structure of interest rates and business cycle fluctuations.
describe the evolution of macroeconomic variables, such as output and inflation, from reduced-form
aggregate demand and Phillips curves (e.g., see Rudebusch and Wu, 2003 and Hérdahl, Tristani, and
Vestin, 2006). One of the shortcomings of this approach is that bond yields at different maturities
are priced from ‘ad hoc’ stochastic discount factors that do not arise from microfounded problems of
intertemporal utility maximization.

Various papers have tried to fill in this gap in the literature by modelling the macroeconomy
through dynamic stochastic general equilibrium models (DSGE). In this way, bond yields can be
priced by using kernels that are consistent with the utility function of a representative consumer.
The modelling approaches of De Graeve, Emiris and Wouters (2009), Doh (2008) and Amisano and
Tristani (2008) represent only a few examples. De Graeve, Emiris and Wouters (2009) augment the
loglinearized model of Smets and Wouters (2003) with model-consistent yields for longer maturities.
They estimate their model on U.S. data with Bayesian methods and introduce measurement errors
in the yields to mimic term premia. Doh (2008) and Amisano and Tristani (2008) capture the
variability of risk premia in the U.S. by estimating the second-order Taylor approximation of a small
New-Keynesian model with time-varying volatilities of the structural shocks.

The available contributions focus on generating a realistic variability in term premia that allows
to match the observed changes in bond yields. However, they disregard the role that changes in the
term structure of interest rates play for macroeconomic fluctuations. These models price the term
structure by using the kernel for one period bonds. Since the kernel is extracted from the solution
of the model economy, this pricing strategy ignores the issue of the ‘feedback’ from bond yields to
the macroeconomy. While the these models imply effects of monetary policy and the macroeconomy
on the term structure, they do not feature effects in the opposite direction, from the term structure
(and term premia) to the macroeconomy and monetary policy. This is a strong assumption that casts
a shadow on the ability of these models to provide understanding on the interaction between bond
yields and the macroeconomy.

The relevance of changes in asset prices for the monetary transmission mechanism is often
stressed by prominent policymarkers. For instance, on April 28, 2009, during a keynote lecture
at the International Center for Monetary and Banking Studies, Lorenzo Bini Smaghi, Member of the
Executive Board of the European Central Bank, has reviewed the arguments for quantitative easing,

suggesting that

“When long-term government bonds are purchased, the yields on privately issued securities
are expected to decline in parallel with those on government bonds. (...) If long-term
interest rates were to fall, this would stimulate longer-term investments and hence aggregate

demand, thereby supporting price stability.”

The role of the term structure for macroeconomic fluctuations was remarked also by Jean-Claude
Trichet, president of the European Central Bank, during a Testimony before the Committee on

Economic and Monetary Affairs of the European Parliament on September 14, 2005:

IExtensive surveys are provided in Diebold, Piazzesi, and Rudebusch (2005) for the literature on affine term structure
model, and in Rudebusch, Sack, and Swanson (2007) for bond pricing in macro models.



“(...) investment should benefit from the exceptionally low level of both nominal and real

market interest rates prevailing across the entire maturity spectrum.”

This is indicative of the conventional wisdom that, by affecting the term structure, a central bank
can control part of the monetary transmission mechanism. On top of the informal accounts, Diebold,
Rudebusch, and Aruoba (2006) and Marzo, Soderstrom and Zagaglia (2008) provide empirical evidence
from block exogeneity tests which suggests that the feedback from the term structure is statistically
significant in vector autoregressive models.

Despite the lack of feedback, the DSGE models of the term structure described earlier have been
used for forecasting both government bond yields, and output and inflation. Failing to account for
the feedback from bond yields can be a source of misspecification that affects the predictive ability
of the model. In this paper, I investigate whether accounting for the role of the term structure in
the monetary transmission mechanism delivers gains of predictive performance. I study the forecast
ability of the model of Marzo, Soderstrém and Zagaglia (2008) and compare it with that of models
that lack the feedback from the term structure.

The framework of Marzo, Séderstrom and Zagaglia (2008) builds on the portfolio approach of Tobin
(1969, 1982) to introduce segmentation in financial markets. Due to frictions that make changes in
bond holdings costly to households, the model generates positive holdings of different types of bonds
in equilibrium. In this paper, I use a version of the model with short, medium and long-term bonds.
I assume that changing the ratios between the bond and money holdings generates a real cost for
the household. The maturity profile of bonds is then determined by the propensity of households to
reallocate resources between each bond and money. This mechanism creates a link between monetary
aggregates and bond prices, and allows to study the role of money demand shocks when bond prices
matter for the macroeconomy.

The model presents two channels of monetary transmission between the term structure and the
real variables. Since long-term bonds are part of households’ wealth, they determine the shadow value
of the budget constraint and affect consumption choices. This is a standard wealth channel. When
agents have a desire to hold a certain ratio between bonds of longer maturities and money, long-term
rates generate changes in money demand. This is a money demand channel. By assuming that money
provides liquidity services for the purchase of consumption goods, I strengthen the link between bond
prices and consumption through money demand. Moreover, following Andrés, Lopez-Salido and Vallés
(2006), I introduce a money target target in the central bank’s monetary policy rule. Since short-term
interest rates respond to fluctuations of money demand around its long-run value, changes in long-term
interest rates feed through to output via the pricing of short-term bonds.

I use Bayesian techniques to estimate the general equilibrium model of bond yields of Marzo,
Soderstrom and Zagaglia (2008) on quarterly Euro area data for the period 1980:1 to 2007:2. Following
Adolfson, Lindé and Villani (2007), I evaluate the out-of-sample rolling forecasts of the model using
both univariate and multivariate accuracy criteria. I also compute the tests for predictive ability of
Diebold and Mariano (1995) and the reality check tests of White (1980), and the test for superior
predictive ability of Hansen (2005).

In order to understand what feedback channels from the term structure are important for capturing
the properties of the data, I compare the out-of-sample predictive performance of the benchmark
DSGE model with those of alternative model versions.To get a flavor of how important the money

demand channel is for the feedback, I estimate a model variant with strongly-separable utility between



consumption and money, and without money target in the monetary policy rule. The question remains
about how well the model of the term structure helps to understand changes in output and inflation.
After removing the bond market frictions, I obtain a New Keynesian model with non-separability
between consumption and money balances. The bond and money market frictions that generate
endogenous long-term yields imply restrictions that are different from those of the expectations
hypothesis of the term structure. Hence, an appropriate competing model for the term structure
is that of De Graeve, Emiris and Wouters (2009).

The results suggest that removing the money demand channel for feedback worsens the predictive
performance of the model both for the term structure yields and for money. The model with the
endogenous term structure predicts output and inflation better than a model version without the
term structure. This indicates that the modelling strategy for the term structure pursued in the
benchmark DSGE conveys relevant information for the monetary transmission mechanism. Finally,
the forecast comparison with the model of De Graeve, Emiris and Wouters (2009) accounting for the
feedback through the financial market frictions presented here improves substantially the predictive
performance for bond prices.

The paper is organized as follows. Section 2 presents the DSGE model of the term structure.
The properties of the dataset are described in Section 3. Section 4 discusses the deterministic steady
state, the calibrated parameters and the prior assumptions for the Bayesian estimation. In Section
5 I present the competing restricted (DSGE) and unrestricted (VAR and BVAR) models. In Section
6 I outline the forecast accuracy criteria. The results from both the Bayesian estimation and the
out-of-sample forecasting application are discussed in Section 7. Section 8 presents the concluding

remarks.

2 The model

In this section, I develop a business cycle model with an endogenous term structure of interest rates,
which is an integral part of the transmission of monetary policy. The starting point for our analysis is a
New-Keynesian model with sticky prices, habits in consumption, and capital adjustment costs. To this
model I add an endogenous term structure of interest rates by assuming that households allocate their
assets among three different types of bonds, which I interpret as being of different maturity: short-term
money market bonds, medium-term bonds, and long-term bonds. As households are assumed to face
costs when adjusting their bond holdings, there is a non-zero demand for each type of bond, and the
expectations hypothesis does not hold. Households also face transaction costs for money holdings, so

the effect of term structure movements operate through households’ money demand.

2.1 Households

There is a continuum of identical and infinitely-lived households indexed by i € [0, 1]. (For convenience
I omit the index ¢ in what follows.) These households obtain utility from consumption of a bundle ¢,
of differentiated goods relative to an endogenous habit level, and disutility from labor ¢; according to

the utility function

ZOO L 1-1/0 _ 0 ¥ 1+1/4
U (Ct»ctfhgt) = Ey 5t [ (Ct - ’Vthl) — €& ft ) (1)
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where ( is a discount factor, o determines the elasticity of intertemporal substitution, v determines
the importance of habits, v is the elasticity of labor supply. The term c¢; denotes a constant elasticity

of substitution aggregator of differentiated goods

05.¢/(05,6—1)

1
o = [ / e () Orem D 0re g : (2)
0
with a time-varying elasticity 67,. The preference shock on labour supply e is
In(e!) = peIn(el_,) + v} 3)

Households allocate their wealth among money holdings, accumulation of capital, which is rented
to firms, and holdings of three types of nominal bonds. I interpret these different bonds as short-term
money market bonds (denoted B;), medium-term (bs,.), and long-term bonds (Bp, ), which pay the
returns Ry and Ry +, respectively.

I assume that money holdings do not provide direct utility to households. Rather, they generate
transaction services for the purchase of consumption goods. This modelling strategy stresses the role
of money as a medium of exchange and is adopted also in Sims (1994).2

In order to obtain a realistic internal propagation mechanism in the model, and to generate
fluctuations of the rental rate of capital compatible with the empirical evidence, I introduce quadratic
adjustment costs of investment along the lines of Abel and Blanchard (1983) and Kim (2000) with

A@%(“)? (1)

2 \ig—1

where k; and i; are, respectively, the levels of real capital and investment. The law of motion of the

capital stock is given by
kt+1 = 6;‘ (1 — ACZ) it + (]. — 5)kt, (5)

where § is the depreciation rate of the capital stock, and €! is a shock to the relative price of investment

goods
In(cf) = piIn(€_,) + vf (6)

with a white noise v}.

The representative household maximizes its life-time utility U; subject to the budget constraint

C T
—Pz (14 f(v)) + —Ptt +ACY + 1,
By By M Br: o\ M
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2Feenstra (1986) shows that including money through a transaction cost function is equivalent to modelling money
directly in the utility function.



where the AC} terms are different adjustment costs, to be specified below, P; is the aggregate price
level, and I; is investment. The household obtains income from renting capital, k;, to firms at the
rental rate g, labour services, w;¢;, where wy is the real wage, and from its share in firms’ real profits,
Q. Finally, households pay a real lump-sum tax 7.

The term f(-) indicates a transaction cost function expressed in terms of the consumption-money
velocity vy := ¢;/my. Two types of transaction functions can be considered. A concave function allows
the existence of a barter equilibrium with no money and a positive nominal rate of interest (see Sims,
1994). A convex function instead rules out the possibility of a barter equilibrium. In this paper, I use

the quadratic function

Fon) = e

2 (8)

The money ‘velocity’ or money demand shock €} follows an autoregressive process
In(e" /™) = pm In(e” 1 /€™) + 1" (9)
with a positive deterministic steady state €.

2.1.1 Household’s bond portfolio

According to the traditional asset allocation theory, agents hold different types of assets in their
portfolio depending on each asset’s risk /return trade-off and expectations about the future path of this
trade-off. For government bonds, the risk element is exclusively related to the uncertainty with respect
to the future path of returns. The main difficulty when modelling assets with different rates of return
in general equilibrium is due to the solution technique employed which, for computational reasons,
typically involves Taylor approximations (up to first or second order) of the system of equations
around the steady state. Of course, this procedure eliminates any role for higher-order terms, making
it difficult to allow a full portfolio choice on the basis of the risk/return trade-off. I instead implement
an alternative methodology that allows for the simultaneous presence of different rates of return on
government bonds.

To ensure a non-zero demand for each bond, I follow Andrés, Lopez-Salido and Nelson (2004)
and generalize the Tobin (1969, 1982) model of portfolio allocation by inserting two types of portfolio
adjustment frictions, which can be rationalized as transaction costs. In order to generate positive
equilibrium holdings of different types of bonds, I assume that bond trading is costly to each agent.

In particular, households face quadratic adjustment costs that are given by

¢, ( B.i/P; )2
AC, = — | ———— . 10
Y2 \Bu1/Pia v (10)
with « = {M,L}. The finance literature presents a large number of models that are based on

transaction costs. The bond adjustment costs 10 formalize the idea that portfolio decisions are sluggish
because agents have preferences over bond maturities. The ‘theory of preferred habitat’ of investors
has recently been revived by Vayanos and Vila (2007) and Guibaud, Nosbusch and Vayanos (2008),
who study the relation between risk premia and the maturity structure of government debt.

The adjustment cost is paid in terms of aggregate output y;, an assumption that allows to better



quantify the magnitude of these costs in terms of the budget for the representative household, and
also implies that spreads between the different bonds returns vary over time. At the steady state, as
long as ¢, # 0 these adjustment costs are non-zero.

In order to capture the entire dimension of costs involved in any financial transaction, I also
assume that there are transaction costs for money holdings. Since short-term bonds are money-market
instruments, they are perfect substitute for money. This does not hold for the other types of bonds.
The idea is to capture the risk propensity of households through the willingness to ‘liquidate’ a bond.
Ideally, the larger the substitutability between long-term bonds and money, the more the households
are willing to reallocate resources into money, and the larger the liquidity services that households
can potentially use to smooth out consumption in each period.

The relationship of imperfect substitutability between money and money is formalized in the

transaction cost function

L,m v, Mt/BL,t 2
ACy™ = 5 ( M/B, 1) Yt (11)

The adjustment-cost function (11) implies that changes of bond holdings affect the money market
as they generate movements in money demand. When there is an increase in the desired stock of a
bond, households’ demand for money increases in order to keep the money-bond ratio constant. This
implies that the degree of imperfect substitutability between money and bonds affects the yields.3

The economic justification for the adjustment costs between bonds and money relies in the fact
that one can think of the liquidity profile as a proxy for the behavior of agents towards risk (see Tobin,
1958). Since bonds are implicitly held until expiry in our model, the longer the maturity of a bond,
the more limited its capability of providing opportunities for consumption smoothing until expiry,
should negative shocks occur. This indicates that the household has a larger propensity to reallocate
between bonds and money for bonds with longer maturities. In terms of priors on the parameters,
the theory suggests vy, < vyy.

The adjustment costs are paid in terms of real output y;, and they measure the amount of resources
spent in order to shift the portfolio allocation between money and bonds at long maturities. Finally,
the money /bond transaction costs are present only during the transition to the long-run equilibrium,
and are zero at the steady state. Consequently, only the bond adjustment costs are present in steady

state, and are therefore responsible for the different long-run rates of return.

2.1.2 Labour supply decision

Each household is a monopolistic supplier of an idiosyncratic labor service ¢;; indexed by j over a set

m. Heterogenous labor inputs for the production of intermediate goods aggregate

2]

1—0p JT’;J
0 < U e dj] . (12)
JjEmM

3The money-bond transaction cost presented in this paper generates a sluggish reallocation of funds across bonds of
different maturities. This is somewhat similar to the spirit of the mechanism discussed by Abel, Eberly and Panageas
(2007). They propose a model of stock pricing where agents face a cost of moving funds between a consumption account,
used to purchase goods, and an investment account, used to buy equity and bonds. However there are substantial
differences in the economic motivation of the two approaches.




The elasticity of substitution across labor services 6, > 1 varies around a mean 6,
Oy = 0p + € (13)

where €’ is an autocorrelated shock to wage markups with variance oy,.
Differentiation in the labor market is due to the decreasing marginal productivity of labor. Since

firms take the price of labor as given, the demand function for labor is

Wi —00,¢
Oy = |—= l 14
Jt I: w; :l t ( )
where w;; is the real wage paid to household j. The wage index w; prevailing in the economy takes

the standard form:

1
1=00 .| 00t
wy = {/ wi, " d_]:l (15)
JEM

Household j chooses the nominal wage rate for his idiosyncratic labor service. Since there is a
large number of workers, each wage setter takes both w; and ¢; as given. In order to mimic wage

stickiness, I assume the presence of quadratic adjustment costs for nominal wages:

2

Acl = %’” (V[If/” —ywm —(1— 'yw)m1> W, (16)
jt—1

Equation 16 formalizes the idea that persistent deviations of the rate of change of nominal wages from

an index of wage inflation are costly. I assume that the latter equals a weighted average of the central

bank’s inflation target 7}, and previous period’s inflation. This formulation is also adopted in Ireland

(2007), as well as in De Graeve, Emiris and Wouters (2009). The adjustment cost is expressed in units

of nominal wages.

2.1.3 Optimality conditions

The optimal intra-temporal consumption choice implies the typical demand function

Ct

Py

ci(5) {auq‘”§

where P; is the aggregate price index
1/(1—05,)

H[AVR@V”N@} | (18)

The elasticity of substitution of demand 6 between intermediate goods is time-varying around a

mean 0

ef,t = 9f+6fp (19)

where € is an autocorrelated shock to price markups with variance op.

Maximizing life-time utility in equation (1) subject to the budget constraint (7), and imposing



symmetry of choices imply that the optimal inter-temporal consumption choice satisfies

3 e )2
142 [ = 2
+3q (m)] (20)

where ); is the marginal utility of consumption; the optimal wage choice follows from
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holdings of the money market bond follow

and holdings of the remaining two bonds satisfy

R, b, 3
BE, —=L 4 36,y {)\tﬂ (Hl> yt+1}

Tt41 bL,t

3 b 2 me\2 [(m
]- a P bt — Ul 715 ! L ]-
e (bL,t—l) oo (bh) (bL,t/{ >

for o = M, L, where m; = M,;/P; are real money holdings, b, ; = B, /P, are real holdings of bond ¢,

= >\t

; (23)

and m; = P;/P;_1 is the gross rate of inflation; Note that in the case without bond adjustment and
transaction costs (¢, = v, = k, = 0) the optimality conditions for the three bonds are identical, so
all bonds give the same return. The different returns of the bonds thus arise from the presence of

adjustment and transaction costs. Optimal money holdings evolve according to

A 3
BE, L 4 e <;;> =\ [1 + ACP™ 4 Acf’m}

Tt+1 t
m m
+ ey vk ¢ Ky — 1 £+ULI€L 726%[/71 Yt . (24)
b bar,e

The first-order conditions for the capital stock and investment are

B(1—=08)Beprer1 = pe — Meqes (25)
3 i\’ , , i \?
At + Mteii(blf (z tl) = pee; + BBt 1€ 10K (t;ﬂ) ) (26)
t— t

where p; is the marginal value of capital.

2.2 Firms

Firms (indexed by j € [0,1]) produce and sell differentiated final goods in a monopolistically

competitive market. These goods are produced using capital and labor following the Cobb-Douglas



production function

ye(4) = € k()] [(5)]) " — @, (27)
where a; is a technology process given by

In (€7 /€*) = poIn (€f_ /") + v, (28)

2

4. The term ® denotes a fixed cost

and v{ is an i.i.d. shock with zero mean and constant variance o
to ensure zero at the steady state

Firms set prices to maximize the expected future stream of profits subject to a quadratic price
adjustment cost, following Rotemberg (1982). The price-adjustment cost function AC/ takes the
form

P 2
ACtP = ¢7P ( : _’yP’]T;F - (1 _’yp)ﬂtl) Yt, (29)

2 \ P

so price changes are costly as they deviate from a weighted average of steady state inflation and
previous period’s inflation.

The presence of price adjustment costs implies that the firm’s price-setting problem is dynamic.
The expected future profit stream is evaluated through a stochastic pricing kernel for contingent claims
pt, which plays the role of the firms’ discount factor. However, assuming that each agent has access
to a complete set of markets for contingent claims, the discount factors of firms and households are

equal:

Pt+1 At+1
E = GE . 30
! Pt PE: At (30)

Each firm chooses its production inputs to maximize profits subject to the production function (27).

The first-order conditions with respect to capital and labor are then given by

qt (31)

w, = (1—a)(1—61%> <yt2<1>)7 (32)

where I have omitted the index j and where e! denotes the output demand elasticity, determined by
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Equation (33) measures the gross price markup over marginal cost. Without costs of price adjustment

(¢p = 0), this markup is constant and equal to 8 /(0 —1). With this formulation it is straightforward

to see that all supply side shocks affect the magnitude and the cyclical properties of the markup.



2.3 The government sector

The government determines the level of taxes and bond supply, while the central bank determines the
level of the money market interest rate.
The government budget constraint is given by
By  bum: Br: M

YR TR TR

Bri—1 n My
P, P,

By bare—1
=Ri_1—— + Rypr— :
t—1 P, + a1 2

+ Rr -1

+ gt, (34)

where g; is government spending. For simplicity, define the government’s total liabilities as

B, bar,t
hy == Ry— :
¢ = Iy P, + Ry P,

Br: M,
L (35)

+ R
Then I can rewrite the government budget constraint as

R
he+ (Re = Rarg) bars + (Ry = Rp,) bpy = —heoy + Ry (9 = 70) = (R = g (36)
t
In order to close the model, I assume that the real supply of medium and long-term bonds follow

the €xogenous processes
In (bb,t/bL) = M In (bL,t—l/bb)) + Véa (37)

for « = M, L, where v} are i.i.d. shocks with zero mean and constant o2. An exogenous supply for
bonds in an asset pricing model has also been introduced recently in Piazzesi and Schneider (2007),
who study the impact of asset quantities on portfolio allocation in a partial equilibrium model.*

To avoid the emergence of inflation as a fiscal phenomenon, as in Leeper (1991), I assume a feedback
rule for fiscal policy such that the total amount of tax collection is a function of the total government’s

liabilities outstanding in the economy:
T; = o + 1 (he—1 — h), (38)

where T} is nominal lump-sum taxes. I assume that government expenditure follows the exogenous
AR(1) process

In(g:/9) = pgIn(gi-1/9) + VY, (39)

g

where v/ is a disturbance term with zero mean and variance o2

g°

4There is a large literature on the relation between the supply of bonds and the yields (e.g. see Greenwood and
Vayanos, 2008, and Krishnamurthy and Vissing-Jorgensen, 2008.
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2.4 Monetary policy

The central bank is assumed to set the money market interest rate R; according to the Taylor (1993)

In (%) —apln (R;;) +(1-ag) {m C:) +an {m (%) ~In (7;%)]
+ay, In (?) + o In (m”:jlwt>} + el (40)

where hats denote log deviations from the deterministic steady state. The autoregressive shock e

rule

captures non-systematic monetary policy. The policy rate is determined as a function of the deviations
of inflation, output and nominal money from the respective targets with a gradual adjustment. The
central bank targets the level of output y at the steady state. The policy rule features a time-varying

inflation target 7} along the lines of Smets and Wouters (2003)

In (ﬂ—t> = pr1n (th) +uf (41)
™ ™

around the long-run value of inflation 7, with an autoregressive shock €] .
Following Andrés, Lopez-Salido and Nelson (2004) and Andrés, Lopez-Salido and Vallés (2006), I
allow for an additional channel of propagation of money demand shocks through the central bank’s

reaction function. This can be thought of as mimicking the scope for the ‘monetary pillar’ of the ECB.

2.5 Resource constraints

The model is completed by the aggregate resource constraint

m Ie 2 . N
Yt = ¢t (1 + - (t) ) +it+ g+ (]%P (e — vpmy — (1= yp)me1)” e

2
w w %
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b Yo ) by 22 )
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UM my 2 v [ My 2
—_ -1 — | — -1 . (42
2 (bM,tKM ) + 2 (bL,tHL >‘|yt (42)

Thus, total output is allocated to consumption, investment, government spending, the price and wage

_|_

+ my

adjustment costs, and the sum of adjustment costs for bond and money holdings.

2.6 An overview of the feedback from the term structure

The model features imperfect substitution between assets through costs of changing the ratio between
medium and long-term bonds and money holdings. Also, the indivisibility between consumption
and money establishes a direct link between money holdings and consumption decisions. These two

characteristics together imply that the log-linearized demand for money depends on the money market
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rate, the quantities of bonds with medium and long maturities, and consumption

. ) m [ C\3 .
é)\E,g)\t_i_l — g)\Etﬂ-tJrl = |:3€ (*) + (UM + UL)/\y:| me
Y o m
3 c\? ., 7 7 m (€ 3 ~m
+ A\ — 3™ (E) G — ’UM)\%I)]\/Lt — UL)\%bL)t — ™ <E) €. (43)

Holdings of short-term bonds adjust in a frictionless way, and are priced from expected changes in the

marginal utility consumption
Ry + Ehig1 — Eyfrpr = A (44)

The expectations hypothesis of the term structure does not hold in the model because of the presence
of frictions in the bond market. The prices of medium and long-term bonds respond to variations in

bond quantities and money

R, . - R, -
ﬁ?)\RL,t + BA (7r + ¢Ly) Edii
R, . R -
- 57/\Et7ﬂs+1 + BOAYE i1 + 3B AYEbL 111 =

3 N 3 . .
A (1 + 2¢Ly) At + 5/\¢Lyyt — 3¢ Aybr 1
m] - m
+ 3o, \y(1+B) — )\vbyb— br+ + )\vbb—ymt (45)
L L
for « € {M,L}. Since the bond adjustment costs penalize changes in bond holdings across periods,
both lagged and expected quantity variations affect the pricing.
The financial market frictions outlined in this paper generate a feedback from the term structure to
the macroeconomy through three channels. The first one follows from the presence of bond adjustment
costs that are positive at the steady state. These costs generate a depletion of aggregate resources

that is reflected directly in the log-linearized resource constraint

¢S ¢L N 3 m [ C 21 A ~
<1—bM2—bL2 YYyr = 1+26 (m) cCr + 11 + g

. . 3 - 3 s
+ (Psy)barbari—1 + (drLy)brbri—1 + §(¢Sy)beM,t + §(¢Ly)bLbL,t

3 2

_em (%) mif + emg (%) e, (46)

The other two feedback channels arise from the interplay between the imperfect substitutability of
assets on one hand, and the consumption-money friction on the other.

The pricing equation 44 for the money market instrument can be used to rewrite the Euler equation

45 for medium and long-term bonds in terms of spreads from the short-term interest rate. The

resulting expression provides a law of motion for the evolution of the money-bond ratios at medium and

long-term, and can then be substituted into the equilibrium demand for money 43. The reduced-form

demand for money is a function of all the yields from the structure.? At the same time, the presence of

a transaction friction between consumption and money in the long run implies that changes in money

5The expression is not reported for it is algebraically cumbersome.
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demand affect the dynamics of output directly through the resource constraint 46. Money demand

also determines the household’s consumption plan,
1 Jo—1 . 1 “1/o— c\?| .
Ta—m) M ey - { (1487 (1= e () } &
o o m

o . 2 3 Z
—|— —IB (]_ — ’y) 1/0 1 Etét+1 = (1 + Em%) )\)\t - 3)\€m (E) mt + 7)\67” (i) é;”? (47)
m m 2 m

Sy

which feeds through to aggregate output. Finally, the short-term rate responds directly to changes in

money demand (see eq. 40).

3 Data

The model is estimated on aggregate Euro-area data at a quarterly frequency for a period spanning
from 1980:1 to 2007:2. I use twelve observable variables consisting of output, consumption, investment,
wages, employment heads, inflation, a monetary aggregate, a money market rate, a medium and a
long-term interest rate.’

A proper series for hours worked is not available. Like Smets and Wouters (2003), I estimate the
model using a measure of employment heads. I link the observable to hours by assuming that only a
fraction &, of firms can adjust the stock of employees é; as a function of the desired labour input

(1- 6521(1 — &) (0-e).

€ = Péry1 + (48)
where all the variables are expressed as log-deviations from the steady state.

Yield curve data include average interest rates on bonds of maturities at 3 month, 2 and 10 years.
The series for money demand consists of an indicator for M3. Finally, the inflation rate is obtained
from the first difference of the harmonized index of consumer prices (HICP) at a quarterly frequency.

The original data series for the yields and M3 are available at a monthly frequency. They are
aggregated as quarterly averages. Prior to estimation, all the series are deflated by the level of the
HICP. The dataset is then detrended using a linear trend. For the interest rates, I use the trend of

the inflation rate. The data series are plotted in Figure 1.

4 Estimation methodology

The optimality conditions of the model are loglinearized to obtain a system of linear rational
expectations equations.” The system is solved through standard methods,® and the solution is cast

in state-space form

Y, = A(©)+B(O)s; +u (49)
s = ®1(0)s; 1 + P(O)ey, (50)
6The data have been downloaded from the Statistical Data Warehouse of the ECB.

7Appendix A presents the loglinearized system.
81n particular, I use the gensys algorithm of Chris A. Sims.

13



where © denotes the parameter vector, equation 49 is a measurement equation, and equation 50 is a

state-transition equation. Given a data sample Y7 := {y;,...yr}, the likelihood function

T
c©Y”) =rwly"" 0 (51)

t=1

is then evaluated using a Kalman filter. Given a set of priors p(0), the posterior distribution
p(OIYT) oc L (O]YT) p(O) (52)

is maximized with respect to © through a Random Walk Metropolis Hastings Algorithm. The
parameter space consists of 36 parameters, out of which 14 determine the non-stochastic part of
the model

@1 ::[07 Y5 1/)7 ¢K7 d)Pv wp, ¢W7 W, gev UM, VL, R, Or, Qy ]v (53)
and 22 are related to the exogenous shocks

Oy = [pmv Pey Pis Par PPy Pws Pgy PMs PLs PR, Pr ]7 (54)

©3 = [om, 04, 04, Oq, OP, Ow, Og, OM, OL, OR, Ox |. (55)

Since there are more shocks than observable variables, I do not introduce measurement errors.’

4.1 Calibrated parameters

A number of parameters are calibrated to match the long-run values of the observables, consistently
with the steady state relations of the model discussed in Appendix B.. T also fix some parameters
because the dataset is uninformative for their estimation. Their values are reported in Table 1.

The discount factor 3 is calibrated from the long-run relation between inflation and the short-term
rate. The depreciation rate 0 is 2.5% per quarter. Given a labor-income share in total output of 70%,
I set a to 0.3. From an investment-output ratio equal to 0.2, I calibrate the fixed cost of production.
The steady-state markups for prices and wages are calibration to 1.2 and 1.05, respectively, following
Christiano, Motto and Rostagno (2007).

The bond-adjustment costs are not estimated because they are pinned down from the steady-state
spreads between the yields. These parameters measure the share of income that households forego
against a portfolio of assets. As argued in section 2.1.1, this generates positive holdings of different
bonds in the long run. The economic intuition is that holding bonds of different maturities generates
different opportunity costs in terms of output foregone. However, these bond holdings generate an
array of yields. In the long run, the yields are tied to the opportunity costs of holding securities.
Hence, for medium and long-term bonds, the adjustment costs are chosen to match average yields
reported in Table 1. This gives ¢ = 0.0006 and ¢ = 0.007.

The debt to GDP ratio in steady state is set to 45 percent. Data on the maturity structure of
public debt are only at an annual frequency from Missale (1999) and from the OECD Dataset. In this
paper, I use the OECD series available for the period 1995-2005. Since the statistics are reported on

9 A number of estimation trials show that removing estimation errors improves the likelihood.
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a country basis, I take simple averages of maturity shares for the available EMU countries, namely
Belgium, Germany, Italy, the Netherlands, Portugal and Spain. The ratio of public spending to GDP
in steady state is 19.86 percent, while the tax to GDP ratio is 19.72 percent.

The feedback parameter 17 on the fiscal policy rule is of special interest because it largely affects
the determinacy properties of the model. I fix it to 0.92 which, within the range of reasonable values,
should yield fiscal policy as ‘passive’ in the sense of Leeper (1991). In this sense, lump-sum taxes are
not allowed to act independently from the outstanding stock of government’s liabilities, and are set

to avoid an explosive path for public debt.

4.2 Prior distributions

The priors are reported in the second column of Table 2. The assumptions on the prior distributions
are largely similar to those of Smets and Wouters (2003). All the variances of the shocks follow an
inverted Gamma distribution with two degrees of freedom, so that the estimates fall in the region of
positive values. The autoregressive parameters of the shocks have a Beta prior distribution with a small
standard error. Most of the preference and technology parameters follow either a Normal or a Beta
distribution with means consistent with previous studies. The intertemporal elasticity of substitution
has a prior mean equal to one, consistently with the log utility in consumption that is typically used
in estimated models (e.g. see Christiano, Motto and Rostagno, 2007). For the parameters on the
adjustment cost functions for investment, prices and wages, I assumed a diffuse prior with starting
values. These prior means are broadly in line with the available estimated models the U.S. economy
(see Laforte, 2003 and Kim 2000), but lower than the values used in calibrated models of the Euro
area (e.g. see Bayoumi, Laxton and Pesenti, 2004). After some preliminary estimation trials, I choose
rather diffuse priors on the adjustment cost parameters between bonds and money. The model theory
of imperfect substitutability between money and bonds suggests that the longer the maturity of a
bond, the more households should be willing to ‘liquidate’ the bond. Hence the prior means should
be such that vy, > vr.'0 Finally, there are rather standard priors on the parameters of the Taylor
rule. However, since the shape of the parameter regions that generate unique equilibria are unknown
due to the new features of the model, the prior mean on the inflation coefficient is larger than usual,

and the prior distribution has a higher standard deviation.

5 Alternative forecasting models

5.1 Competing DSGE models

I consider a number of variants of the ‘benchmark’ DSGE that allow to understand the contribution of
model features to the predictive power. In the first set of competing models I remove various frictions
from the benchmark specification and I re-estimate the resulting model. In particular, I estimation a
version with flexible prices by fixing ¢p = 0.001, without adjustment costs between bonds and money
(vpm = v = 0), without consumption habits (h = 0), and without money target in the Taylor rule

(a, = 0). T also study the forecast performance of models with fewer exogenous shocks than for the

101t should be stressed that this restriction is not imposed in the estimation. Rather its plausibility will be confirmed
by the results.
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benchmark. T estimate model versions without shock to the inflation target (o, = 0.0001), without
money velocity shock (o7 = 0.0001), and without price markup shock (op = 0).

To assess the importance of the key features of the benchmark DSGE model, I compare its
out-of-sample forecasting performance with that of alternative models. In particular, I investigate
how important the role of the feedback of the term structure to output is by considering a version
of the model with strong separability in money and consumption, and without money growth in the

Taylor rule. This amounts to estimating a model with the utility function

[o%¢) 1 e
U (ct, ct—1,my, 4y) = Eo Zﬁt {Efl—l/a (et — VCt—l)l Y
t=0

- v 14+1/9
+er——— (my) X — e ——— ¢ . (56
tl*X( t) t1+1/'l)[}t ( )
where v is the elasticity of money demand, A is a parameter that helps matching the long-run
money-output ratio, and €;* is an autoregressive money demand shock. I also include a consumption
preference shock with the standard autoregressive form. This shock is a source of exogenous variability
for the stochastic discount factor, and helps matching the volatility of the rates without creating
additional identification problems during the estimation. Optimal consumption plans are set according
to
1 v 114672,

— 1 - 57
Jl_,yctl o 1—~ Ct, (57)
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and the money demand equation becomes
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The central bank sets the policy rate according to the standard Taylor rule
Ry = apRi—1 + (1 — ag) [} + ax (7 — 77) + ayge] + v (59)

When estimating this model version with Bayesian methods, all the prior assumptions are the same
as those of the benchmark model. Measurement errors are not used because they cause a drop in the
value of the likelihood.

The following question of interest is whether the relation between the term structure and money
demand conveys information relevant for understanding changes in output and inflation. Hence I
estimate a version of the DSGE without medium and long-term rates. In other words, I remove the
bond adjustment costs and the adjustment costs between bonds and money. The resulting DSGE is
a prototype New Keynesian model with transaction costs between consumption and money, price and
wage rigidity arising from quadratic adjustment costs. Bond supply shocks drop out of the model.
The priors are the same as for the benchmark model.

De Graeve, Emiris and Wouters (2009) price the term structure by computing yields R? of n-period
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bonds that are consistent with the expectations hypothesis

1
. 1 ~
Ry =~EY R (60)

j=1

These term-structure yields are a function of the solution of the loglinearized model. The equations
for the expectations-consistent yields can be appended to the DSGE model. The augmented DSGE
is then estimated as a system using standard Bayesian methods. In order to match the volatility of
the observed yields, and to capture time variation in term premia, measurement errors are included

to the state-space form. In particular, the measurement equation now reads

N o
U

Summing up, I augment the standard version of the New Keynesian model (without endogenous term

Y,
Ry

St

Ry

S
R™

+

structure) with two equations for the expectation-consistent pricing of bonds with maturity of 3 and
10 years. The model includes also measurement errors on medium and long-term yields.

For the estimation of all the models described in this section, I use the same prior assumptions
of the benchmark. The priors for the measurement errors of the model of De Graeve, Emiris and
Wouters (2009) are as follows. The standard deviations of both shocks have a uniform prior with
mean 1.5 and standard deviation 1.5. The correlation of the measurement errors has a uniform prior

with mean 0 and standard deviation 0.8.

5.2 Competing unrestricted models

I compare the out-of-sample performance of the benchmark DSGE model with that of a VAR system
D(L)Y; =P+ vy (62)

where ®(L) = I, —IL4L... — II,L*, with the back-shift operator LY; = Y;_;. The disturbances
v4p(0,X,) are independent across time. The VAR is estimated on the twelve series that are used to
estimate the DSGE.

The prior proposed by Litterman (1986) will be used on the dynamic coefficients in IT, with the
following default values on the hyperparameters: overall tightness is equal to 0:3, and cross-equation
tightness is set to 0.2 and a harmonic lag decay with a hyperparameter equal to one. I use the
non-informative prior |X;|~(®*+1/2 for ¥,,. The posterior distribution of the model parameters and the
forecast distribution of the endogenous variables were computed numerically using the Gibbs sampling
algorithm in Kadiyala and Karlsson (1997). I report only the results from the VAR and BVAR with
three lags. The forecasting results are similar across lag-lengths, with slight improvements delivered

by the models with three lags.

6 Forecast accuracy criteria

The predictive performance of the model is evaluated on rolling forecasts from the DSGE model

against a variety of competing models. In practice, each model is estimated until 2002:4. The forecast
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evaluation starts in 2003:1. The models are re-estimated each quarter by updating the information set
with one data point. The dynamic forecast distribution is then computed. The procedure continues
until no data are available to evaluate the one period ahead forecast.

In this paper, I consider evaluation criteria for both point and density forecasts. Denote by
et(h) = Yign — ?Hh‘t the h-step ahead error of the posterior mode forecast }A/Hh‘t at time t. The

standard measure of forecast accuracy is the usual root mean squared error (RMSE)

T+Np—1
RMSE;(h) = [N Y e2,(h) (63)

t=T

where e; ; is the i-th element of e;(h), and N}, denotes the number of h step ahead forecasts.
I also consider a multivariate measure of forecast accuracy based on the h-step ahead mean squared

error matrix

T+Np—1
Qu(h) =N;' > E(h)ér(h) (64)
=T
with é;(h) := M~/2e;(h). The term M indicates a scaling matrix acts as a scaling matrix that

accounts for the differing scales of the forecasted variables. A number of scalar valued multivariate
measures of forecast accuracy are used in the literature. In this paper, I use the log determinant
statistic log |Qas(h)| and the trace statistic tr|Qas(h)|. T set M equal to a diagonal matrix with the
sample variances of the time series based on data until 2002:4 as diagonal elements. With M equal
to a diagonal matrix, the trace statistic reduces to a simple weighted average of the RMSEs of the
individual series.

I also evaluate the accuracy of density forecasts of the competing models. For that purpose, I
use the log predictive predictive density score test of multivariate forecast density. The log predictive

density score of the h-step ahead predictive density is

St(YtJrh) = —210gpt(xt+h) (65)

where the term p;(-) denotes the forecast distribution. Under the normality assumption, we have that
Se(Yern) = klog(2m) +10g [Sepnjel + Yern = Yirni) Srine Yean — Yirnpe)s (66)
with the posterior mean Yt+h\t and posterior covariance matrix ¥ p|; of the h-step ahead forecast

distribution. The average log predictive density score is

T+Np—1
S(hy=Ni' Y SiVign). (67)
t=T

6.1 Tests of predictive ability

The starting point for testing the forecasting power of the models discussed in this paper is the test of
Diebold and Mariano (1995). This is a test of equal predictive ability between two competing models.

Denote by {e;:}7—, and {e;;}7—; the forecast errors of two models ¢ and j. The loss differential
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between the two forecasts can be written as

di == [g(eir) — g(ej)] (68)

where g(-) is the loss function.!? If {d;}}_, is covariance stationary and has no long memory, the sample
mean loss differential d = (1/n) "}, d; is asymptotically distributed as /n(d — p) 4N (0,V(d)).
Under the null of equal predictive ability, Diebold and Mariano (1995) propose the test statistics
DM := J/\/% ~ N(0,1). As stressed by Harvey, Leybourne and Newbold (1997), the DM
test suffers from the oversize problem typical of small samples. For this reason, Harvey, Leybourne
and Newbold (1997) propose a modified DM statistics that is obtained by multiplying the standard

statistics by a correction factor

1-2 -1 -1
MDM = \/[" +l=mtnTimim =y, (69)
n
where m is the forecast horizon, and n is the length of the evaluation period.

White (1980) introduces a test for reality check — the RC test — that checks whether a specific
forecasting model is outperformed by an alternative set of models according to a loss function. Let
L (Yk,t) denote the loss function for the prediction for model &, for k = 1,...1. The relative predictive

performance of the benchmark model 0 with respect to the competing models can be computed as
fep = Lo — Li k. (70)

If fi. is stationary, we can define the expected relative performance E [fy]. The testing procedure
amounts to checking that none of the competing models outperforms the benchmark under the null

hypothesis
Ho - naz Efr <O. (71)

The rejection of the null implies that at least one competing model produces better forecasts than the

benchmark. The test statistics is

T, = maz nl/? [fkn] . (72)

5o

Hansen (2005) stresses two issues with the distribution of T},, namely that it is not unique under
the null and that it is sensitive to the specification of poor models. Since the distribution is not unique,
it is important to obtain a consistent estimate of the p—value along with an upper and a lower bound.
Hansen (2005) proposes to test the null hypothesis

Ho: max B i <0. (73)

k=1, oo (n2 [ frn]) -

HThroughout the paper, I will use the root mean squared error 63 as a loss function for the tests of predictive ability.
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The test statistics has the form

T, := max n/? Ukn] (74)

k=1,...l var <n1/2 [fk,n])

where var(-) denotes an estimate of the variance obtained by bootstrap. The resulting test for
super-predictive ability — denoted as SPA — includes the test for reality check as a special case.
The upper bound for the p—value arises from a conservative test where all the competing models are
assumed to be as good as the benchmark in terms of expected loss — SPA.. The SPA, test is instead

based on p—values that assume that the models with bad performance are poor models.

7 Results

7.1 Bayesian estimates

The posterior modes from the estimation of the ‘benchmark’ model outlined earlier are reported in
the third column of Table 2.12 The estimates of the intertemporal elasticity of substitution are closer
to the lower range of values used in the business cycle literature (e.g. see Rotemberg ad Woodford,
1992). Households have a degree of habit formation at the mode lower than hat is obtained by Smets
and Wouters (2003). The labour supply elasticity is estimated consistently larger than one. The
relation between the parameters of the money-bond adjustment costs is consistent with the relation
suggested by the theory. Their estimates are of magnitude close to the calibration proposed by Marzo,
Soderstrom and Zagaglia (2008) for the U.S. The estimates of the coefficients in the Taylor rule deliver
a high degree of policy inertia, a strong reaction to inflation, and a positive response to output, which
is broadly in line with the estimates of Smets and Wouters (2003). The estimated coefficient of the
money growth target is statistically significant, thus corroborating the results of Andrés, Lopez-Salido
and Vallés (2006). However, it is lower than what the estimates available from the literature. The
estimates of the adjustment cost parameters of prices and wages are much higher than those of Kim
(2000). The posterior estimates for parameter on the investment adjustment costs can be reconciled
with those of Christiano, Eichenbaum, and Evans (2005). Most of the autoregressive shocks have
a degree of persistence lower than the prior mean, with the exceptions of the labour supply and
investment shocks. Finally, the posterior modes of the standard deviations of the shocks are on
average larger than those obtained by Christiano, Motto and Rostagno (2007).

Table 2 also includes the posterior modes for models with flexible prices, no adjustment costs
between bonds and money, no consumption habits, and no money growth target in the Taylor rule.
Table 3 reports the posterior modes for models without inflation target shock, without money demand
shock. The results that there are no major changes to the benchmark posterior modes.

Table 4 details the posterior estimates for the other variants of the benchmark DSGE model. The
fourth column reports the posterior modes of the model without money demand feedback. Both the
intertemporal elasticity of substitution and the labour supply elasticity are higher than under the

benchmark estimates. However the model displays a larger degree of rigidity both in the goods and in

12The validity of the results from Bayesian estimation rests on the convergence of the Markov chain. I check for
convergence by monitoring plots of the draws from the Markov chain, and by computing two diagnostic tests. I use the
CUSUM test of Bauwens et al. (1999) and the separated partial means tests of Geweke (2005, p. 149). All these criteria
indicate that the Markov chain converges without problems.

20



the bond markets. The elasticity of money demand is about twice as large as the estimates of Andrés,
Lopez-Salido and Vallés (2006). This can be due to a variety of reasons. It should be estimated that
the model of Andrés, Lopez-Salido and Vallés (2006) does not include wage frictions, and that it is
estimated only using a small number of series and includes four structural shocks.

The fifth column of Table 4 shows the estimates of the New Keynesian model without term
structure. This framework is characterized by higher intertemporal elasticity of substitution. This
suggests that, by simplifying the portfolio allocation problem and removing frictions, households can
use resources in a more flexible way. At the same time, there is a higher degree of habit formation.
The estimated labour supply elasticity becomes lower because wages are slightly more flexible, though
the degree of indexation to the inflation target rises. From the perspective of the central bank, the
estimated response to inflation falls. This happens because price setters face lower adjustment costs
when changing nominal prices.

The last column of Table 4 includes the estimates of the model of De Graeve, Emiris and Wouters
(2009). The results show that the expectations-consistent restrictions cause a number of parameter
estimates to change with respect to the benchmark. The parameter on the investment adjustment
cost becomes almost six times as large as the benchmark. Furthermore, the estimated shocks are less

persistent and more volatile than the benchmark.

7.2 Forecast evaluation
7.2.1 Univariate accuracy measures

The forecast evaluation statistics are computed by estimating the models until December 2002. The
forecast evaluation starts in January 2003. As stressed by Diebold, Piazzesi, and Rudebusch (2005)
and Rudebusch, Sack, and Swanson (2007), the challenge of the macro-finance literature consists in
modelling jointly the macroeconomy and the term structure of interest rates. Therefore, the forecast
evaluation application will focus on both the term structure yields, and the real variables.

Figure 2 plots the root mean squared errors for forecasts up to 12 quarters ahead. The competing
models are a VAR(3), a BVAR(3), and a random walk.!® With respect to macro variables, the
DSGE model of the term structure generates the best predictions for inflation and output over all
the horizons. Its performance is close to the one of the best model for both consumption and the
monetary aggregate. The model does not perform as well for investment, employment and wages.
The predictive power of the DSGE model for the bond yields is close to best at the longer horizons,
as the VAR models tend to do better for up to 4 months ahead.

Figure 3 reports the root mean squared errors of the versions of the DSGE without various frictions
or without exogenous shocks. Several points of interest emerge. The benchmark specification achieves
the best predictive performance for most of the variables, with the exception of investment and
employment. Removing the money velocity shock, the adjustment costs between bonds and money, or
the money target in the Taylor rule worsens the predictive performance for M3. The models without
inflation target shock and without price stickiness generate forecast errors larger than those of the
benchmark model. However, the decline in predictive performance is rather small. This is somewhat

at odds with what the macro-finance literature suggests, which suggests that nominal price rigidities

13T use a VAR and a BVAR of order 3 for illustrative purposes. In fact I find that the predictive performance is
largely invariant to the order of these models.
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are the key driving forces for bond prices (e.g., see Gurkaynak, Sack and Swanson, 2005 and Emiris,
2006). Taken at face value, this suggests that the models that disregard the feedback might put
excessive weight on the role of nominal rigidities for term structure yields.

Figure 4 reports the forecast statistics of the standard New Keynesian model without the term
structure. The model with the term structure predicts both output and inflation more accurately than
the standard New Keynesian model. This result is of interest especially because the model without the
term structure is a good forecasting model as it delivers a good predictive performance with respect
to both the random walk and the BVAR. These findings suggest that the modelling strategy for the
term structure pursued in this paper generates information for predicting output and inflation that is
not contained in the standard model without the term structure.

Figure 5 plots the out-of-sample forecast statistics of the benchmark model and the model without
money demand feedback. Two observations arise. First, failing to account for the relation between
output and money with an endogenous term structure worsens the misspecification of money demand,
which explains the large forecast failure of the model without money demand feedback for M3.
Second, the benchmark model predicts the term structure yields better than the model without
money feedback. This finding is surprising in light of the fact that the model with money in the
utility includes the additional shock to consumption preferences. This allows to discriminate between
exogenous variations in consumption and those of money demand, and should provide additional
fitting ability. The overall lesson is that the relation between output and money featured in the
benchmark model is supported by its forecasting performance.

It is also instructive to compare the predictive performance for M3 of the model without money
demand feedback and the standard New Keynesian model of Figure 4. The root mean squared errors
in the model without money feedback are twice as large as those of the standard model. This could
arise if the modelling strategy for the endogenous term structure was a source of under-fitting. In
additional forecasting exercises not reported here, a model with no money demand feedback and no
endogenous term structure loses further predictive ability for M3 with respect to a model without
feedback and endogenous long-term rates, without major deteriorations in the forecasting ability of
the remaining variables. These considerations suggest that the money demand feedback captures
relevant features of the monetary transmission mechanism.

Figure 6 plots the out-of-sample forecast statistics for the model De Graeve, Emiris and Wouters
(2009). It is evident that the additional restrictions imposed by the expectation-consistent pricing
relations create a general deterioration in the predictive power of the model, in particular for output
and M3. The pattern of forecast errors for inflation, though, is rather close to the one of the best
forecasting model. This explains why the forecasts of the model of De Graeve, Emiris and Wouters
(2009) for the money market rate are still acceptable. Overall, these findings indicate that the
bond market frictions behind the endogenous term structure of the benchmark model yield desirable

empirical properties that cannot be generated by a competing pricing for bonds.

7.2.2 Multivariate accuracy measures

Table 5 reports the multivariate accuracy measures, the log determinant and the trace statistics of
the mean squared error matrix for 3 forecast horizons (1, 4 and 12 quarters ahead). For comparison
purposes, the forecasts are shown for two sets of variables. The first group of variables, including

inflation, output, money and the short-term rate, allows to compare all the models. The second group
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consists of the three term structure yields. For this case, the DSGE model without long-term rates
is excluded from the comparison. The results from multivariate accuracy confirm the findings from
the univariate measures on several points. The BVAR is the best predictive model both for the real
variables and for the term structure yields. The benchmark DSGE performs better than the model
variants without frictions. There is only one exception though. The log predictive density score
suggests that the model of De Graeve, Emiris and Wouters (2009) beats the benchmark DSGE only
for forecasts of real variables at 1 quarter ahead. In terms of log determinants and trace statistics,
the third ranking models are those without money demand feedback ranks at a 1 quarter horizon, and
that with no inflation target shock at 4 and 12 quarters ahead.

In order to investigate further these findings, I study the contribution of the root mean squared
errors to the log determinant statistics. As noted by Andrés, Lopez-Salido and Vallés (2006), a singular
value decomposition can be applied to the matrix Qs (h) as Qpr(h) = VAV’ where V'V = I}, is the
matrix of eigenvectors, and A = diag(A1, ... \x) is a diagonal matrix with ordered eigenvalues Ay > A.
This also suggests that log |Q] = Z§=1 log A\; and trace(Q) = Z?zl Aj. In other words, since the first
eigenvalue is the variance of the first principal component, A\; represents the variance of the linear
combination of time series that produces the highest forecast error variance.

Figure 7 plots the ordered eigenvalues (in logarithm) from the decomposition of the log determinant
for the prediction of four variables (output, inflation, money and the short rate).!* I compare the
DSGE model of the term structure with six competing models, namely the VAR, BVAR and four
general-equilibrium models. Two main observations arise. First, independently from the predictive
horizon, the contribution of the eigenvalues discriminates largely between two sets of models, where
one group performs better than the other in terms of log determinant statistics. Second, the differences
between log determinants do not concentrate on the smaller eigenvalues, but are present also among
the largest eigenvalues. These considerations indicate that the DSGE with the term structure has a
performance superior to one of the other structural models because it predicts variables that account

for a sizeable portion of the principal components.

7.2.3 The statistical significance of univariate forecasts

Table 6 reports the results of the tests of Diebold and Mariano (1995). These tests are computed
with the DSGE model of the term structure as the benchmark. Its advantage over the the competing
general-equilibrium models is statistically-significant for all the horizons. The sign of the DM statistic
is always negative, implying that the benchmark’s loss is lower than the one implied by the competing
models. Only the BVAR beats the benchmark model for predicting all the variables.

Table 7 reports the p-values from the tests for reality check and super-predictive ability. The loss
function used in the tests is the root mean squared error reported in Figures 2-6. Each model is treated
as benchmark at the time and is evaluated against all the others. For every model, the rows present
the p-values, where RC indicates the reality check and SPA. and SPA; refer, respectively, to the
consistent p-values of Hansen (2005) and the lower p-values. Like in White (1980), these probabilities
are computed through the bootstrap procedure of Politis and Romano (1994), with a re-sampling size

of 5000 and a block length of 0.2.'®> The low p-values indicate that there is at least one competing

14The pattern of the ordered log eigenvalues for the forecast of the three term structure yields is similar to the one
diplayed in Figure 7, and is not reported for brevity.
15Similar results are obtained also for different block lengths.

23



model which performs better than the benchmark. All the bivariate comparisons reject the null.
This confirms that there is no single best model. The p-values for the BVAR model are, on average,
higher than those of the other models. However, also in this case, there are no rejections at standard

confidence levels.

8 Conclusion

A large number of studies investigates the role of monetary policy and, in particular, changes in the
central bank’s inflation target for the dynamics of government bond yields. With few exceptions,
the empirical literature ignores the policymakers’ common view that the yield curve is a key part of
the monetary transmission mechanism. The available macro-finance models are also been used for
forecasting the term structure of interest rates.

In this paper, I use Bayesian techniques to estimate the general equilibrium model of Marzo,
Soderstrom and Zagaglia (2008) where long-term rates affect both real and nominal variables. The
theoretical framework is based on the ‘theory of preferred habitat’ of investors, which characterizes the
portfolio allocation problem as a sluggish decision of agents over different market segments. The model
includes frictions in the money and bond market to generate equilibrium holdings of several bonds.
Following the approach of Adolfson, Lindé and Villani (2007), I then study predictive performance by
comparing several forecast accuracy measures across different DSGE models.

The results show that the model presented in this paper compares favorably with respect to
unrestricted models (VAR and BVAR) for predicting both real and nominal variables, including the
term structure yields. The model also fares well in comparison with the DSGE model of the term
structure of De Graeve, Emiris and Wouters (2009), where long-term rates are priced consistently with
the expectations hypothesis. These findings suggest that the model of the feedback from the term
structure captures relevant properties of the data, thus generating statistically-superior forecasts.

Numerous extensions to the current analysis can be envisaged. In a work in progress, I relax the
assumption on the available information set that is currently used in the estimation of the benchmark
DSGE model. In particular, I employ a large panel dataset with macroeconomic and bond yield data
along the lines of Boivin and Giannoni (2006). This suggests that it would be interesting to enlarge the
range of competing models by including the no-arbitrage factor VAR of Moench (2008). An additional
dimension of interest is the misspecification of the benchmark DSGE. In this sense, I am planning to
apply the methods proposed by Del Negro and Schorfheide (2004).
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A.5 Exogenous variables and shocks
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B The steady state

The computation of the deterministic steady state takes as given the values for 0, a, ¢p, v, ¢/y, b/ b,
bs/b, br/b, k/y, y, £, ¥, o, 8, ®, R, Ry, and Ry, with total public debt b. I normalize all variables
with respect to aggregate income y, whose steady-state value equals average output from the dataset.

From the first-order condition for consumption in equation (20), I recover the steady-state value
of \ as

_ (=3B -nd 7
L+ 3em (£)

(B1)

Using the steady-state inflation rate 7 and the policy rate R, I recover the value of the discount rate
from equation (22).

From the optimality condition for labor in (21), I calibrate the parameter and ¥ consistently with
a steady-state ratio of market to non-market activities

9@ -1 w
— . B2
The steady-state level of wage is directly obtained from the firm’s first-order condition for labor in
equation (32).

From the firm’s optimality conditions for labor and the product exhaustion theorem, I obtain

y=qk+wl = (1 ;) (y+®) = <1 ;) (k) (). (B3)

To ensure zero profits, the fixed cost @ is set to

P = (1 — aT) e“(k)>(0)te. (B4)

Thus, given ¢ and the steady state level of y, I can recover the steady-state level of the technology
shock € from equation (B3).
From the money demand equation 24 and the first-order condition for consumption in
equation (20), I solve for €™ by choosing the positive root of the resulting second-order equation.
The aggregate resource constraint 42 can be written as a function of the the shares of consumption
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Se, investment .S;, government spending .S, and bond-adjustment costs Sy, as a fraction of output
Sc[l+ f()]+8Si+ Sy + S, =1. (B5)

From this expression, I calibrate the steady-state share of government spending.

I calibrate the bond adjustment costs to preserve the differences between the yields at the
deterministic steady state. Indexing the first-order conditions with respect to short-term bonds Bg
and By, I have

m% +BALY = A [1 + 2@4 . (B6)

with ¢ = M, L. From (B6) I observe that bond adjustment costs are non-zero at the steady state,
and they are a function of aggregate output. To understand the role of transaction costs, I substitute
equation (B6) into the steady-state version of (22). After rearranging, I get

R, 3
— =1 Y(=-- B
b —1vor (3-0), (B7)
and the spread between yield R, and R can be rewritten as
R, —R 3
- =¢,Y | = — . B
a=or(5-0) (B3)

Equation (B8) identifies the spread existing between the yield on bond ¢ and the federal funds rate as
a function of each bond adjustment cost. From (B7), I can calibrate ¢, according to

_ BR/m—1
Y (3/2-8)

The final step of the steady-state parametrization concerns the capital stock and investment. The
shadow value of capital accumulation follows from 26

o} (B9)

3
p=2A/ [1 + BoK — 2¢)K:| ) (B10)
Equation 25 gives the rental rate of capital
_ o
g=[-801-0)% (B11)

The steady-state value for the capital stock is obtained from the definition of the output share of
capital income

k=aZ. (B12)
q

A similar relation holds for long-run wages

Y
wz(l—a)z. (B13)
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Figure 7: Ordered eigenvalues in logarithm

(a) Forecasts one quarter ahead
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Table 1: Calibrated parameters

Description Notation Value
Consumption-GDP ratio c/y 0.64
Real money/output ratio m/y 0.66
Ratio of market to non-market activities /(1 —=12) 0.3
Debt-GDP ratio (b+ba +0br)/y  0.69
Fraction of short-term debt b/y 0.201
Fraction of medium-term debt bar/y 0.305
Fraction of long-term debt br/y 0.494
Gross money-market rate R 1.0082
Gross medium-term rate Ry 1.0112
Gross long-term rate Ry, 1.0130
Preferences and technology

Discount factor 3 0.992
Steady-state price markup 0y —1)/0; 1.2
Steady-state wage markup (0, —1)/6, 1.05
Capital depreciation rate ) 0.025
Share of capital in production «a 0.36
Fixed cost P 7.51
Bond adjustment costs

Medium-term bond adjustment cost Onmr 0.0009
Long-term bond adjustment cost 1039 0.0014
Fiscal policy

Fiscal policy response to nominal liabilities (I 0.85
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Table 7: Reality check and tests for super-predictive ability

Benchmark T Yt my Ry Ry  Rpg

One quarter ahead

SPA; 0.040 0.031 0.027 0.027 0.028 0.019
DGSE with the term structure SPA. 0.007 0.027 0.010 0.050 0.008 0.017
RC 0.010 0.070 0.009 0.039 0.010 0.014

SPA; 0.021 0.011 0.013 0.011 0.020 0.024

DSGE with no inflation-target shock SPA. 0.025 0.010 0.014 0.018 0.025 0.021
RC 0.029 0.009 0.014 0.017 0.026 0.026
SPA,; 0 0.003 0 0.005 0 0
DSGE with no money demand feedback SPA. 0 0.003 0 0.006 0 0
RC 0 0.003 0 0.013 0 0
SPA,; 0 0.002 0 0 0 0
VAR SPA. 0 0.002 0 0 0 0
RC 0 0.002 0 0 0 0
SPA; 0.081 0.037 0 0.079 0.053 0.012
BVAR SPA. 0.088 0.035 0.043 0.077 0.053 0.018
RC 0.093 0.035 0.043 0.078 0.053 0.018
SPA,; 0 0.005 0 0 - -
Standard New Keynesian Model SPA. 0 0.005 0 0 - -
RC 0 0.005 0 0 - -

Four quarters ahead

SPA; 0.059 0.051 0.052 0.049 0.050 0.063
DGSE with the term structure SPA. 0.011 0.097 0.011 0.094 0.011 0.031
RC 0.019 0.094 0.011 0.095 0.011 0.011

SPA; 0.021 0.014 0.011 0.015 0.022 0.027

DSGE with no inflation-target shock SPA. 0.026 0.012 0.010 0.019 0.028 0.025
RC 0.023 0.019 0.012 0.019 0.029 0.029
SPA, 0 0.009 0 0.005 0 0
DSGE with no money demand feedback SPA. 0 0.004 0 0.002 0 0
RC 0 0.007 0 0.019 0 0
SPA, 0 0.002 0 0 0 0
VAR SPA. 0 0.007 0 0 0 0
RC 0 0.009 0 0 0 0
SPA; 0.080 0.036 0.030 0.091 0.059 0.022
BVAR SPA: 0.089 0.039 0.049 0.091 0.063  0.027
RC 0.075 0.035 0.045 0.078 0.060 0.028
SPA; 0 0.011 0 0 - -
Standard New Keynesian Model SPA. 0 0.009 0 0 - -
RC 0 0.015 0 0 - -

Twelve quarters ahead

SPA; 0.059 0.059 0.052 0.049 0.052 0.067
DGSE with the term structure SPA. 0.011 0.097 0.015 0.094 0.011 0.051
RC 0.029 0.091 0.017 0.092 0.011 0.014

SPA; 0.021 0.014 0.013 0.011 0.020 0.029

DSGE with no inflation-target shock SPA. 0.020 0.010 0.017 0.019 0.020 0.028
RC 0.013 0.015 0.012 0.016 0.024 0.021
SPA; 0.028 0.003 0 0.005 0 0
DSGE with no money demand feedback SPA. 0 0.008 0 0.007 0 0
RC 0 0.008 0 0.015 0 0
SPA, 0 0.009 0 0 0 0
VAR SPA. 0 0.007 0 0 0 0
RC 0 0.001 0 0 0 0
SPA; 0.085 0.040 0.052 0.089 0.069 0.048
BVAR SPA. 0.089 0.047 0.0561 0.091 0.063 0.050
RC 0.075 0.045 0.048 0.088 0.063 0.045
SPA; 0 0.010 0 0 - -
Standard New Keynesian Model SPA. 0 0.016 0 0 - -
RC 0 0.012 0 0 - -
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