AIMS Mathematics, 9(1): 2518-2529.
DOI: 10.3934/math.2024124
AIMS Mathematics Received: 23 October 2023

Revised: 04 December 2023
Accepted: 13 December 2023
http://www.aimspress.com/journal/Math Published: 25 December 2023

Research article

Online scheduling on a single machine with one restart for all jobs to
minimize the weighted makespan

Xiaoxiao Liang, Lingfa Lu*, Xueke Sun, Xue Yu and Lili Zuo
School of Mathematics and Statistics, Zhengzhou University, Zhengzhou, Henan 450001, China
* Correspondence: Email: lulingfa@zzu.edu.cn.

Abstract: In this paper, we consider the online scheduling problem on a single machine to minimize
the weighted makespan. In this problem, all jobs arrive over time and they are allowed to be restarted
only once. For the general case when the processing times of all jobs are arbitrary, we show that there
is no online algorithm with a competitive ratio of less than 2, which matches the lower bound of the
problem without restart. That is, only one restart for all jobs is invalid for improving the competitive
ratio in the general case. For the special case when all jobs have the same processing time, we present
the best possible online algorithm with a competitive ratio of 1.4656, which improves the competitive
ratio of ”T\B ~ 1.618 for the problem without restart.
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1. Introduction

In this paper, we consider the online scheduling problem with restarts on a single machine, with
the aim of minimizing the weighted makespan, which refers to the maximum weighted completion
time of the jobs. For the majority of online scheduling problems, no online algorithm can generate a
solution that is equally effective as an offline optimal solution because in the online scheduling, the
exact data of each job is unknown until it arrives. In the offline scheduling, the decision maker could
make better decisions since all information about the jobs are given in advance. The arrival of jobs can
be categorized into two groups in online scheduling: Over time and over list. Jobs arriving over time
means that each job has an arrival time, after which it can be processed, and the online algorithm does
not have to schedule this job immediately. Jobs arriving over list means that the next job arrives after
the current job has been scheduled on the machine. In this paper, all jobs arrive over time.

As far as we know, the concept of restarts was first proposed for online scheduling by
Akker et al. [1]. Restart (Hoogeveen et al. [2]) means that a job being processed is interrupted and
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loses all the work already done on it. In other words, the processing time previously spent on the
job is wasted. The interrupted job then becomes available again as an unprocessed job, which can be
subsequently processed and restarted, and we call it a restarted job. As further jobs arrive over time,
we obtain more information about the job instance. Allowing restarts actually prevents us from making
wrong decisions, since we have the opportunity to reconsider the schedule. However, frequent restarts
can result in resource waste and harm jobs in practice. “Limited restart” was first proposed by Fu et
al. [3], in which “limited restart” means that each job can be restarted only once, and “k-limited restart”
supposes that each job cannot be interrupted more than k times, where k can be either a positive integer
or infinity. Different from the definition of “k-limited restart,” the problem we investigate in this paper
is “I-restart”, which means that the total number of restarts allowed for all jobs is 1.

A common approach for assessing the performance of an online algorithm is usually to calculate
and analyze its competitive ratio. Assuming that the instance of an online scheduling problem under
consideration is /, and (A([) is the objective function value obtained by running Algorithm A, OPT (I)
signifies the offline optimal objective value. For the minimization problem, we say that Algorithm A is
p-competitive if the inequality A(I) < pOPT(I) holds. That is, once an online algorithm can generate
a schedule whose objective value is not lower than p times the value of the offline optimal schedule, it
will be considered as a p-competitive algorithm. The infimum of p is regarded as the competitive ratio
of Algorithm A. For the online scheduling problem considered in our paper, the competitive ratio of
the algorithm is the minimum value of p such that it is p-competitive. Moreover, an online algorithm
is the best possible if no algorithm can be discovered that possesses a smaller competitive ratio than it
does.

Roughly speaking, over the past few decades, there has been a wealth of researches on restarts in
the field of online scheduling. In the model of parallel batch machine, Liu et al. [4] studied the online
scheduling problem with “k-limited restart” on a bounded parallel batch machine with the goal of
minimizing the makespan, and the jobs are equal in length. Depending on the capacity of the parallel
batch, they presented the best possible online algorithm for the corresponding problem when k > 1.
Furthermore, Liu et al. [5] investigated the online scheduling problem on an unbounded parallel batch
machine with “limited restart”, and the delivery time of each job is no longer than its processing time.
The goal is to minimize the transportation completion time. They provided the best possible online
algorithm with a competitive ratio of % For the problem that minimizing the makespan using restarts
on a parallel batch processing system, Fu et al. [6] showed that the lower bound is %5, and designed
an online algorithm with a competitive ratio of % The problem was further investigated and Yuan et
al. [7] solved the gap and gave the best possible online algorithm. Additionally, for online scheduling
problem on two parallel batch machines with “limited restart” to minimize the makespan, Fu et al. [8]
presented the best possible online algorithm with a competitive ratio of % under the assumption of
“second-restart”. There are many other outcomes about restarts, details of which can be found in Tian
et al. [9].

In certain service systems, it is imperative to keep service costs low. Hence, this paper draws
inspiration from customers’ desires for lower costs. Customers’ orders often arrive at the service
provider at any time in practice, and the system aims to minimize the highest service costs as low
as possible for each client, so the online scheduling problem discussed in this paper that minimizes
the weighted makespan may also be used to assess the expenses associated with work-in-progress
inventory and customer satisfaction. Therefore, considering the issue that minimizes the weighted
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makespan is of clear interest. Actually, there are fruitful achievements focused on the objective that
minimize the weighted makespan. Li [10] demonstrated that no deterministic online algorithm has a
competitive ratio of less than 2. Moreover, for the problem on a single machine, he offered a 3-
competitive algorithm. For the problem on parallel machines and jobs with identical processing times,
Li [10] presented the best possible online algorithm. The gap in Li [10] was later solved by Chai
et al. [11]. Lu et al. [12] considered the problem that minimizes the weighted makespan plus the
rejection cost and demonstrated that the problem is NP-hard, as well as provided a 2-approximation
algorithm. For the online scheduling problem on identical bounded parallel batch machines to
minimize the maximum weighted makespan, and the jobs with the same processing time arrive over
time, Li et al. [13] presented the best possible online algorithm with the competitive ratio of %
Furthermore, they also gave the best possible online dense algorithm with a competitive ratio of 2.
Sun [14] considered the single machine scheduling problem with rejection to minimize the weighted
makespan, and showed that the problem is fixed-parameter tractable with respect to some parameters.

For convenience, we present some notations that will be used subsequently. The problem addressed
in our paper may be written as 1|r;, online, 1-restart|WCy,x and 1|r;, online, p; = p, 1-restart|WC,
where WC,.x = max{w;C; : J; € I} if the job instance / is given. Unless ambiguity would result, we
simplify the objective values of an online algorithm and an optimal algorithm by WC,,(1) and WCy, (1)
for instance /, respectively. In addition, we use C; to stand for the completion time of job J;. In order to
distinguish the online scheduling with restarts from the offline scheduling, we denote the i-th starting
time of job J; by § ;. Furthermore, since only one restart is considered in this paper, we abbreviate S ;;
as ;. Let & be an infinitely small positive number, and 5 ~ 0.4656 is the positive root of equation
x(1+x)?=1.

Throughout this paper, in Section 2, we consider problem 1|r;, online, 1-restart|WCyp,x and prove
that there is no online algorithm with a competitive ratio of less than 2, which matches the lower
bound of the problem without restart. That is, “l-restart” is invalid for improving the competitive
ratio of problem 1|r;, onlinelWCp,. In Section 3, we provide the best possible online algorithm
with a competitive ratio of 1 + 8 ~ 1.4656 for problem 1|r;, online,p; = p,1-restart|WCuyax.

Li [8] presented the best possible online algorithm with a competitive ratio of 1+Txfs ~ 1.618 for
problem 1|r;, online, p; = p|WCpay, s0 in our paper, we improve the result in Li [8]. In Section 4,
we summarize the results of this paper and present some problems that can be investigated in the
future.

2. The general case with the arbitrary processing times

In this section, we consider the problem 1|r;, online, 1-restart|WCy,. For the online scheduling
problem to minimize the weighted makespan, i.e., 1|r;, online|lWC,,,, Chai et al. [11] gave two best
possible online algorithms with a competitive ratio of 2 based on the preemptive optimal schedule and
the concept of delay, respectively.

It is obvious that the competitive ratio of problem 1|r;, online|WC,, is likely to be improved
with the use of restarts. Hence, for problem l1|r;, online, 1-restartiWCy,y, its competitive
ratio may be less than or equal to 2. In the following, we demonstrate that the lower bound
for problem 1|r;, online, 1-restart|WCp,y is still 2, which means that “I-restart” does not lead to a
better competitive ratio for problem 1[r;, online|WCpay.
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Theorem 1. For problem 1|r;, online, 1-restart|WC,y, there is no online algorithm with a competitive
ratio of less than 2.

Proof. For an arbitrary online algorithm H, we construct an online instance /, in which the jobs are
presented by the adversary.

There are four jobs Ji, J», J3, J4 contained in I and the jobs arrive in the non-decreasing order of
weights, i.e., w; < w; if job J; arrives after job J;. We write I, = {J; : 1 < j < m}. Attime 0, job J,
with processing time 1 and weight 1 comes, i.e., (ry, p;, wy) = (0,1, 1).

Casel. S; > 1.

If S > 1, then no jobs arrive later. In this case, WC,, (/1) = wip; = 1 and the objective value of
algorithm H is WCon(11) = wi(S1+1) > 2 = 2WCp. Thus, in order to guarantee the competitive ratio,
we assume that S| < 1 in the following discussion.

Case2. 5, < 1.

When algorithm H processes job J; at time S 1, then job J; arrives at time S| + &, and (r;, p2, w,) =
(S1+¢,e M), where M is a sufficiently large positive integer and ¢ is a positive number that converges
infinitely to 0. In the following we discuss the scenarios according to the value of §,. Note that
S <251+38§51+1.

Case 2.1. S, > 25| + 3e.

IfS, > 2S5, + 3¢, then we have WC,, (1) > wo(S2 + p2) = M(S, + €). In an optimal schedule, job J,
has to be processed first at time r,, then job J; is processed at the completion time of job J,. So, we
have WC(I,) = M(S | + 2¢), then we conclude that

WCon(l)  M(Sa+e) _ 281 +4e _
WCon(l) ~ M(S;+28) ~ S, +28

Case 2.2. S, <285 + 3e.

We assume that S, < 25, + 36 < §; + 1, then job J; arrives after jobs J; and J, are completed, i.e.,
(r3, p3,w3) = (S1 +2e + 1, M, M). In the following we discuss the scenarios according to the value of
Ss.

Case 2.2.1. S; > M — 1.

If S5 > M — 1, then no jobs arrive. Since all jobs are finished before job J; arrives, then we
have WCy,(I3) = w3(S3 + p3) > ws(M — 1 + M) = w3(2M — 1). However, for the instance I3, the
optimal schedule will process job J3 at time 73 and jobs J; and J, are finished before ;. Thus, we have
WCopi(13) = wi(rs + p3) = w3(S1 + 2& + 1 + M). Furthermore,

WCally) . w@M-1) 22—y
WCon(l3) ~ wi(S1+2e+1+M) L

-2

b

SpZzey L
when M — oo, € — 0*. As aresult, we assume that 1 < r; < S3 < M — 1 in the following discussion.
Case2.2.2. 3 <S3<M-1.

Once algorithm H processes job J3 at time S 3, job J, with processing time & and weight 2M? comes
attime S3+¢,1.e., (r4, ps, ws) = (S3+6&, &, 2M?). Due to the fact that all jobs are allowed to be restarted
only once, then the processing of job J; cannot be interrupted. Therefore, job J4 will be processed after
the completion of job J3 in algorithm H. We have WC,,(1;) = max{w;(S3 + p3),w4(S3 + p3 + &)} =

wa(S3 + p3 + &) = 2M*(S3 + M + &). The optimal schedule for instance I is to process all jobs in the
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order of J5, Ji, J4, J3, and WCop(14) = max{ws(S3+2¢€), w3(S3+p3+2¢e)} = max{2M>(S;+2g), M(S 5+
M + 2¢)}. Note that

2M?(S;3 +2&) — M(S3 + M + 2¢) M?S3 + M*S 5 + 4M%e — MS3 — M* — 2Me

(M? — M)S3 + M*(S5 — 1) + (4M? — 2M)e > 0,

thus, we have WCpy(Is) = 2M*(S 3 + 2¢) and

WCon(ly) 2M?*(S3+ M +¢) M
= - 1+—>1+
WCop(1s) 2M2(S 5 + 2¢) S M-1

> 2,

when M — oo, € — 0*. This completes the proof of Theorem 1.
3. A special case with the same processing time

In this section, we consider a special case of problem 1|r;, online, 1-restart|WC,y, in which all
jobs are of equal length. We denote the problem by 1|r;, online, p; = p, 1-restart|WCp,. Without
loss of generality, it’s feasible to consider the problem in which all jobs have the unit processing
time. Thus, we study problem 1|r;, online,p; = 1, 1-restart{WCp,. For this problem, we present
a lower bound of 1 + B, and the best possible online algorithm that matches the lower bound. For
problem 1|r;, online, p; = p|W Cax, Li [10] gave the best possible online algorithm with a competitive
ratio of %5 ~ 1.618. Hence we improve the result of Li [10] and this indicates that the competitive
ratio of problem 1|r;, online|WC . can be improved when all jobs have the same processing time and
the number of restarts allowed for all jobs is 1.

3.1. The lower bound

Recall that 8 ~ 0.4656 is a positive real solution of equation x(1 + x)* = 1.
Theorem 2. There exists no online algorithm with a competitive ratio of less than 1 + S for the
scheduling problem 1|r;, online, p; = 1, 1-restart|W Cy,x.
Proof. By the contradiction, suppose that there exists an online algorithm H with a competitive ratio
of less than 1 + 8. We consider the following job instance I provided by the adversary.

At time r; = 0, job J; with w; = 1 arrives. Suppose that algorithm H starts to process it at time S ;.
In order to guarantee the competitive ratio of algorithm H, we discuss the value of § ;.
Casel. S, > 0.

If §; > B, then the adversary will inform us that no jobs arrive later, so WCop, = wip; = 1 and
WCy =wiCy =5, +pr 2 1 +,8 = (1 +,8)WC0pt.
Case2. 5| <.

In this case, job J, with w, = 2 arrives at time S| + €. Suppose that algorithm H starts to process it
at time S 5.
Case2.1. S, >S5, + 1.

IfS, > 8, + 1, i.e., algorithm H does not restart the job J;, then no other jobs arrive. In this case,
we have WCo, = wo,Cr = wa(S2+ p2) = 2(S1 +2). In the offline schedule, we can process job J, before
job Jiy and WCp < max{wy(r2 + p2), wi(ra+pr+p1)} = max{2(S| +&+1),S1+&+2} =2(§, +&+1).
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Thus, we have

WC, 2(81+2) S1+2 1 1
> - =1+ > 1+

WCop  2(S1+e+1) S1+1 S +1 B+1
Case22.rn <S,<S +1<1+p.

Consequently, in this case, algorithm H restarts job J; at time S,. In the following we discuss the
scenarios according to the value of S,.
Case2.2.1.5,>(1+8)?%-1.

If S, > (1 +B)* — 1, then no jobs appear subsequently because algorithm H restarts job J; too late.
Hence, we have WC,, = w,Cs = wy(S2+p») > 2(1+8)?, and as mentioned above, WCop < 2(S+e&+1).
This implies that

>1+8.

WCon _ 201 +B)? S (1+p)7°
WCop  2(S1+&+1) 1+
Case22.2.1, <SS, <(1+pB)*-1.

If , < S, < (1 +pB)* — 1, then job J; with w3 = 4 arrives at time S, + &. Job J3 cannot start to be
processed until job J, is completed, since all jobs are allowed to be restarted only once. Assume that
the starting time of job J3 under algorithm H is S3, then S5 = S, + 1 and WC,, = w3C3 = 4(5, + 2).
Note that the optimal schedule will process these jobs on the machine in the order of J3, J», Ji, then by
comparison, we can obtain WCop, = 4(S, + £ + 1). Hence,

WCan 4(S, +2) 1
= -1+ >1+——
WCop  4(S2+e+1) S, +1 (1+p)?

=1+B,e—>0".

=1+p, whene — 07,
This completes the proof of Theorem 2.

3.2. An online algorithm

In this  subsection, we will present an online algorithm for  problem
l|rj, online,p; = 1, 1-restart|WCp,y and analyze its competitive ratio.

In the present moment ¢, we use U(f) to denote the set of jobs that have arrived but not yet been
processed. Furthermore, if U(f) # 0, we find the job with the largest weight in U(¢) and denote
it as job Ji, i.e,, wy = max{w; : J; € U(r)}. The following algorithm A is provided to solve
problem 1|rj, online, p; = 1, 1-restart|WC .

Algorithm A

Step 1. Set ¢ := 8 and the machine is idle in [0, 5).

Step 2. At time ¢, if U(#) # 0 and the machine is idle, then schedule job J; non-preemptively on the
machine. Otherwise, go to Step 4.

Step 3. In the time interval (¢,¢ + 1), if no jobs arrive, then set 7 := ¢ + 1 and go to Step 2. Otherwise,
let  be the set of all jobs arrive in the time interval (¢, + 1), i.e., ¥ = {J; |t < r; <t + 1}, then we
write rmi, = min{r; | J; € £} and do the following:

Step 3.1. If rpi, > (1 +8)> — 1, reset t := ¢t + 1, go to Step 2.

Step 3.2. If rpin < (1 +8)> — 1, let & = {J; |t < r; < (1 +B8)*> — 1}. If there exists some jobs J; in
satisfying the condition w; > (1 + B)wy, then find the job with the largest weight from these jobs and
schedule it at time (1 + 8)* — 1, then go to Step 3. Otherwise, continue to process the job J; until it is
completed, reset ¢ := ¢ + 1 and go to Step 2.
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Step 4. If there are still some jobs arriving, set # be the earliest arrival time of these jobs, go to Step 2.
Otherwise, do nothing but wait.

From Algorithm (A, we have the following observations.
Observation 1. If job i is restarted and job i + 1 is processed at time (1 +8)* — 1, then we write the job
that is processed immediately after job i + 1 as job i + 2. If the arrival time of job i + 2 is less than 3,
then job i + 2 is job i. Otherwise, the arrival time of job i + 2 is greater than .
Observation 2. If the starting time of job i satisfies that S; < (1 +8)> — 1, then we have S; < r; + 5.
Theorem 3. For problem 1|rj, online, p; = 1, 1-restart|WCp,y, algorithm A is the best possible online
algorithm with the competitive ratio of 1 + .
Proof. Let o be the schedule obtained by algorithm A, S ;(0) and C;(0) be the starting time and the
completion time of job J;, respectively. Denote the offline optimal schedule as 7, and we can use WC,,
and WC,, to represent the objective function values of schedule o and 7, respectively.

For each j = 1,--- ,n, we assume that J,;; is the j-th completed job in schedule o. Moreover, in
the following proof, we can suppose that J, is the critical job that assumes the objective value of
schedule o-. That is,

WChax(0) = max{w;Ci(0) : j=1,-++ ,n} = wepyCoppy(0).

In schedule o, let job J,; with 1 < i < k be the job with the smallest index such that
jobs Joyip, -+, Jopiy are processed consecutively. Similarly, let S,;(0) be the starting time of job
Jopip, then we have Copy(0) = So(0) + Z';:,- Poiji- In the following, we distinguish two cases in
our discussion.
Case 1. wypiy = min{wey;; 1 i < j < kb

In this case, we assume that job J,,; with i < x < k is the final completed job among J;1, - - - , Jopx
in an optimal schedule 7. Hence, we have C,y(n) > Zﬁ:i Doiji> then WCop > WoiCop(m) >
Werik] Z'J‘-:l- Dotji- Since WCo, = WoiinCoi(0) = Woi (S o1y (0')+Z’;:i Doij1), We can prove the competitive
ratio of algorithm A by discussing the value of S,; in the subcases. From algorithm A, we have
S 0—[,‘](0’ ) > B
Case 1.1. S ,3(0) = 5.

Note that S ,;(07) = g holds if and only if job J,; arrives at and before time S, i.e., 0 < ry;; < S,
then we have

WCopt > Wo—[i]co—[i](ﬂ') > Wo—[i](ro—[i] + 1) 2 Wolk]s

thus,

k k
WCon = Woii)Coiig(0) = Worig (S opif(07) + Z Potj) = Wor(B + Z Poij) < (1 + BWCpy.
J=1 J=i

Case 1.2. S ,;(0) = (1 +B)* - 1.

There are two possible reasons for S ;;(0) = (1 + B)?> — 1: One in which a restart occurs at time
(1 + B)* — 1 and the other in which there is no restart occurance and the arrival time of job J,; is
(1+pB)*-1.
Case 1.2.1. A restart occurs at time S ,;;(0).

We can assume that job J,; is the one that being processed when job J,; arrives, and it is easy
to find that r,;; > S. By algorithm A, we conclude that the restart occurs when condition wy; >
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Won(1 + B) holds. In this case, we have

k k
WCon = Woik)Co)(07) = Wori (S o1iy(00) + Z Potl) = Wo (1 +8)* = 1 + Z Doljl)s

j=i j=i

then we estimate the optimal objective function value WC,y.
If[{Jojp:i<j<k}l=2andhe{i+1,---,k}, then we have h =i+ 1 = k and wyjs; = Wsiy. In an
optimal schedule 7, if job J is scheduled before job J,;;, we can conclude that

WCopt 2 Woi)(Topig + 2) > 2Wam(1 + B) = 2we(1 + B) > wey(2 + ).
If job Jy; 1s scheduled before job J, 4, then we have
WCopi 2 Woii)(Foi) + 2) > Wop(2 + B).

All in all, we can find that WCop > We(2 + ), then

k k
WCan = Woa(1+ B =1+ D i) = Wor(BB +2) + D poip) < (1 +B)WCop.
J=i j=i
If[{Jojp:i<j<kll=2andh ¢ {i+1,---,k}, then by Observation 1, job J,;; and job J, arrive
after time . Thus, we can obtain WCy > WoCopa(m) = Wepg(B + Z';:i Doijl) = Woi(B + 2), then

k k
WCon = Wog((1 +B)* = 1 + Z Poijl) = Wi (BB + 2) + Z Poij) < (1 +BYWC .

Jj=i Jj=i

If {Joj7 - i < j < k}| > 3, 1.e., the number of jobs in {Jy;, - -+ , Jo} 18 at least 3 and wyj) = Wopi
holds for each i < j < k, then we can obtain that WCoy > 3way > wep(2 + B); thus,

k k
WCon = Woug((1 +B)* = 1 + Z Doljl) = Wi (BB +2) + Z Poij) < (1 +BYWCoy.

= =

Case 1.2.2. No restart occurs at time S ,;;(0).
If no restart occurs at time S ,;(0), which indicates that S ,;;(07) = ryy;, then it can be seen that
job J; 1s the first job that arrives among J;, - - - , Jox)- Therefore,

k k
WCopt 2 Woi)Cox (1) 2 Woriig (Fopiy + Z Poij) = Woiki(S opif (o) + Z Doij1) = WCon.

j=i j=i

In this case, schedule o is obviously the optimal schedule.
Case 1.3. S,5(0) > (1 +B)* =1 orB < S,5(0) < (1 +B)* - 1.
In either situation, we have S ;;;(07) = r,;. Similar to Case 1.2.2, we can deduce that o is indeed
the optimal schedule.
Case 2. Wy > min{w,(j; 1 i < j < k).
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In this case, we suppose that job J,; with i <y < k is the last one such that wy,; < wgy. From the
definition of Jy,;, we have wy(j; = Wy > Wy foreach j =y +1,--- k. By algorithm A, job Jy
is picked out and processed at time S ,(,;(0"), then job J,(,; must have the largest weight in U(#), where
t = S,y1(0). Furthermore, since wyij; > W > Wory, then we have r,j; > S 5(07) > B. Otherwise,
job J,y will be processed after job J,; for each j = y + 1,--- ,k. We assume that job J,; with
vy + 1 <z < kis the last finished job among J,(y+1},- - - , Joxy 1n an optimal schedule 7, then we have

Coz)(m) 2 S opy)(0) + X511 Poyyy and
k
WCopt 2 W1 Coz (1) 2 Woii) (S oy (0) + Z Dolj1)-
J=y+1

If S (o) > (1 +)? — 1 or at least one job from set {Jorjj: j=y+1,---,k} has an arrival time of
greater than or equal to (1 + 8)* — 1, we can estimate that

WCopt = WortiCoti1 (M) = Worg(orig + 1) > Worag(S o1 (0) + 1) = wop(1 + B).
As a result, the objective value of schedule o satisfies

WCon = WorCoti(0) = Woii(S o1 (0) + Potyy + X'yt Poti)
= Wo (S op1(0) + Xy Potit + B+ B)?) < (1 + B)WCop.

So, we only need to consider the case that S ;,;(0) < (1 + B)? — 1 and the arrival time of all jobs in set

{Jorjy : J=y+1,---  k}isless than (1 +)>—1. In this case, we can deduce that no restart occurs at time
(1+B)*—1 and the condition w,{j; > (1+B)w,y in algorithm A is not satisfied, i.e., woj < (1+8)Werpy
foreach j=y+1,--- k. LetI' = {J; : woj; > Wopy), j =y + 1,--+ , k}, and we have the following two
cases.

Case 2.1. I" = {J, ).

Ifl' = {J(r[k]}’ then we have WC,, = Walk] (S oy t 2)

When job J,y is scheduled before job J,y) in an optimal schedule m, we have WCy, >
Woi)(Fop) + 2). If 7oy = Sopy(0), it is clear that o is the optimal schedule. If 7, # Sp(0),
because S (o) < (1 + B)* — 1, then from Observation 2 we have S oy1(0) < Fopyy + B. Thus,

SO‘ aly
WCon _ [y](0')+2§r[}]+ﬁ+2§1+ B
WCOPt Topy) + 2 Toly] + 2 Toly] T 2

<l+pB.
When job J, is scheduled before job Ji,; in an optimal schedule n, we have WCyy >
Woy)(Topg + 2). Note that ryxy > S opy(0) and wepg < (1 + B)wepy, then we have

WC,, - Waik) (S oy (0) +2)
WCopi — Wopy(Fory + 2)

<1+p.
Case 2.2. T" # {J ).

If ' # {Js}, in this situation, there exists at least one job that satisfies w,(j; > wep for each
j=y+1,---,k— 1. Moreover, at least two jobs have arrival times that are larger than 3, so we have

‘/V(:OPt 2 WU’[k](ﬂ +2)= ﬁWCopt = Wolk)
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and

k
WCon = Woii)Coii(0) = Woi) (S o31(0) + Popy + Z Poij) < (1 +BYWCpy.

j=y+1

From the above discussion, we complete the proof of Theorem 3.

Next, we present a numerical example to demonstrate the working of Algorithm A. The details of
this example can be found in Table 1.

Table 1. Example for problem 1|r;, online, p; = 1, 1-restart|WCpay.

Jobs (J;) Ji | S| T3
Release time (r;) | O | 1 | 3
Weights (w;) 6 | 10 | 20

Note that algorithm A will process job J; at time 8. When job J; is being processed, job J, arrives at
time 1 and w, > (1+8)wy, then job J, will interrupt the processing of job J; and starts at time (1+8)*—1.
Thus, job J; will become a restarted job. After the completion of job J,, the machine is idle and only job
J1 is currently available, so algorithm A will process job J; at time (1 + ), and process job J3 at time
(1+)?+ 1. We then deduce that the objective value of algorithm A is w3C3 = 20X [(1 +3)> + 2] ~ 83.
The optimal schedule is to process job J; at time O, then process job J, and job J3 in turn. Thus, the
optimal objective value is w;3(r; + 1) = 20 X 4 = 80, and the competitive ratio is % ~ 1.0375 < 1 + 6.

4. Conclusions

In this paper, we have shown that allowing all jobs to be restarted only once will not improve
the competitive ratio of problem 1[r;, onlinelWC,,.. However, when all jobs are of equal length,
the competitive ratio can be revised from “T‘FS ~ 1.618 to 1 + 8 ~ 1.4656 by using “I-restart”. In
subsequent investigations, the problem with “k-restart”(k > 2) and the jobs with the same processing
time is still open. As proposed by Fu et al. [8] and Nouinou et al. [15], the same problem with “limited
restart” or “semi-online” is worthy of further research. It is also interesting to consider the online
scheduling problem with other kinds of objectives.
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