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Abstract—In this article, we consider a multiple-input multiple-
output (MIMO) transceiver performing joint communications
and sensing (JCAS) using fifth-generation New Radio (5G NR)
standard-compliant orthogonal frequency-division multiplexing
(OFDM) waveforms. Communication links are maintained with
users having multiple spatial data streams over frequency-
selective non-line-of-sight channels while simultaneously trans-
mitting separate spatial data streams to different sensing direc-
tions, where a portion of the communication data streams’ power
is reallocated to the sensing data streams. The received reflections
from the environment due to all transmit (TX) streams are used to
obtain range-velocity and range—-angle maps. Through optimizing
the TX precoding and receive combining, inter-user, intra-
user, and radar-communications interference are also canceled.
In addition, streams transmitted in the sensing directions are
optimized to minimize the lower bounds of direction-of-arrival
and delay estimates jointly, and the solution is analytically
derived. The simulation results illustrate that the JCAS system
can reliably perform target detection while minimizing lower
bounds compared with a communications-only scenario. Further,
the detection probability and estimation errors of sensing can be
improved while also controlling the communications capacity of
the OFDM waveform, thereby indicating the need to appropri-
ately choose the optimization parameters to obtain an optimal
trade-off.

Index Terms—5G NR, JCAS, joint communications and sens-
ing, MIMO, OFDM, radar.

I. INTRODUCTION

OINT communications and sensing (JCAS) will be cru-

cial in future sixth-generation (6G) systems [1]. Some
good examples of leveraging modern communications systems
for sensing are in [2]-[4]. To facilitate joint operation, the
available resources, e.g., frequency spectrum, transmit (TX)
power, and TX time duration, are generally shared mutually
between the two sub-systems [5]. Hence, the inherent trade-off
between communications and sensing depends mainly on the
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resources allocated to either sub-system [[6]—[8]]. It is thus vital
to utilize those resources optimally rather than in a sub-optimal
manner which degrades the performance of both sub-systems
[9]. Some examples of the optimal trade-off are discussed in
[4], [10] regarding sharing the bandwidth and in [[11f], [[12]
on sharing the TX beampattern. In addition, good surveys on
JCAS can be found in [1], [5], [8]I, [13]].

With the emergence of fifth-generation (5G) networks, com-
munications systems started to operate at mm-wave frequen-
cies due to the existence of more spectrum for their operations
[14]. Generally in these mm-wave frequencies, multiple-input
multiple-output (MIMO) antenna arrays are used, overcoming
the high attenuation [15]. In addition, multiple users with
multiple TX data streams can be catered using spatial mul-
tiplexing [16], providing high capacities to the users [17].
However, when multiple users with multiple data streams
are involved, streams of one user interfere with themselves
(i.e., intra-user interference), while also interfering with other
users’ streams (i.e., inter-user interference), and they need to
be minimized to reap the full benefits of MIMO. Typically,
interference cancellation is achieved by optimizing the TX
precoding and/or receive (RX) combining [|18]] such that they/it
also maximize/s sum capacity of the users for a fixed TX
power or minimize/s the TX power for a fixed quality of
service [19]. For instance, the work in [20] minimizes the
inter-user interference by applying null-space projection to TX
beamforming in a line-of-sight scenario. The authors in [18],
[21] design both TX precoders and RX combiners such that
sum spectral efficiency is maximized.

The MIMO counterpart for sensing is the MIMO radar,
where different waveforms are transmitted from the TX anten-
nas. There are generally two types, the statistical MIMO radar
[22]] and the coherent MIMO radar [23]], and the latter is the
focus of this article. In coherent MIMO radar, TX antennas are
closely situated, and as a result, the radar channel between all
transmitter—receiver pairs is essentially the same, with some
phase difference. It is more suitable for scenarios where the
target can be modeled as a point target. It also generally has
a fully digital architecture, and sensing benefits from many
advantages, such as unambiguous detection of multiple targets,
i.e., parameter identifiability [24], increased resolution [25],
[26], and better detection of targets with low velocity [24]].

Much research is currently focused on JCAS with MIMO
arrays [27]]. Since orthogonal frequency-division multiplexing
(OFDM) is the candidate waveform for modern communica-
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tions systems, e.g., 5G and potentially for 6G, these works
focus on performing sensing using OFDM waveforms. Apart
from the advantages OFDM provides for communications,
e.g., efficient channel equalization and ease of multiplexing
over time and frequency, it is also advantageous in sens-
ing. Namely, OFDM radar processing in single-input single-
output (SISO) systems involves applying the discrete Fourier
transform (DFT) and its inverse to obtain the range and
velocity estimates separately [7]. Hence, the OFDM radar
processing is computationally efficient, while the accuracy of
range estimation is not degraded upon the limited velocity
estimation’s accuracy [1]. Due to these advantages for both
functionalities, using OFDM waveform has become popular
in SISO JCAS systems [28]]-[30]], as well as in MIMO JCAS
systems [31]-[33]].

In this article, we focus on MIMO JCAS systems with
hybrid beamforming architecture [34]. Almost all works in
this topic optimize beamforming for communications and
sensing. For instance, authors in [35] optimize hybrid beam-
forming to obtain a trade-off between communication capacity
and a well-designed radar beampattern. In [36]], beamform-
ing is optimized while minimizing the number of required
radio-frequency (RF) chains. The work in [37] optimizes
the beamforming to minimize the Cramer—Rao lower bound
(CRLB) of direction-of-arrival (DoA) estimate of sensing
while guaranteeing some performance of the communication
users. However, unlike other works, we optimize the OFDM
data streams while having well-designed beampatterns for
communications and sensing. Moreover, we demonstrate the
methodology to obtain range—velocity and range—angle maps
of the environment for MIMO systems with hybrid architecture
and spatial multiplexing since the radar processing is not as
straightforward as in SISO JCAS systems.

We consider a MIMO transceiver (TRX) that maintains
links with users having multiple OFDM data streams over
frequency-selective non-line-of-sight (NLoS) channels. Simul-
taneously, separate OFDM sensing data streams are transmit-
ted to multiple sensing directions. Therefore, some of the
communication streams’ power is reallocated to the sensing
streams. The reflections from the environment due to com-
munications and sensing streams are used to sense the envi-
ronment through MIMO radar processing, extending our work
in [38]]. Since the TX signals are essentially communication
waveforms, they are not necessarily orthogonal, although they
can be considered to be statistically independent.

Moreover, sensing streams are optimized to minimize the
CRLBs of DoA and delay estimates jointly. Our earlier work
in [4] analyzed a similar problem for a SISO JCAS system
with a single stream. In contrast, due to multiple antennas
and data streams, TX precoders and RX combiners of the
MIMO TRX and different users’ RX combiners, affect the
waveform optimization. Moreover, they need to be chosen
to eliminate the interference evident in MIMO JCAS sys-
tems, which are the intra-user and inter-user interference,
and sensing streams’ interference to communication users
(i.e., radar—communications interference). Since multiple TX
streams are used for communications and sensing, there is
complete flexibility to optimize a TX stream entirely compared

to [4]], where only a portion of the subcarriers in the TX
stream could be optimized. Considering all these changes,
we completely revamped the system model and the related
formulations when moving from the earlier SISO system to
this new MIMO system.

The main contributions of this article can be summarized
as follows:

o We derive CRLB expressions for the delay and DoA es-
timates of sensing for a MIMO-OFDM communications
system with hybrid architecture used for JCAS.

o We obtain the analytical solution for joint optimization
of the two CRLBs, providing the optimal subcarrier allo-
cation for sensing streams. We also present an algorithm
for the task.

« We demonstrate a step-by-step procedure for obtaining
the range—angle and range-velocity maps for MIMO
systems with multiple TX communication streams when
the signals at the MIMO TX elements are not orthogonal.

o We design TX precoders and RX combiners to minimize
inter-user, intra-user, and radar-communications interfer-
ence while facilitating JCAS.

o« We apply the proposed beamforming, waveform opti-
mization, and radar processing for a standard-compliant
5G OFDM waveform to evaluate the communications and
sensing performance through simulations.

The remainder of the article is organized as follows. Sec-
tion [ discusses the system model of the MIMO JCAS system.
Section describes the proposed range—angle and range—
velocity processing, along with the optimization of the TX
and RX beamforming. Section discusses the optimization
scheme to jointly minimize the CRLBs of delay and DoA,
which is complemented by including an algorithm. Section
applies the derived solutions to a standard-compliant 5G
OFDM waveform through simulations to depict the feasibility
of the proposed beamforming, waveform optimization, and
radar processing. Finally, Section |[VI| summarizes the article’s
main conclusions. Furthermore, Appendix [A] provides the
solution to OFDM waveform optimization.

Notations: The subscripts (-)rx and (-)rx denote the TX
and RX, while (‘)com and (-).q represent communications
and radar, and the superscripts (-)®F and (-)B® correspond to
components in the RF and baseband (BB) parts of the MIMO
TRX. Matrices are represented by bold uppercase letters (i.e.,
W%Zm), vectors are represented by bold lowercase letters (i.e.,
V,..m), and scalars are denoted by normal font (i.e., Usom); |- |
and || - || denote the absolute and I, norm operations, (-)7,
(), and (-)* denote the transpose, Hermitian, and conjugate
operations, and E{-}, det{-}, and {-} denote the expectation,
determinant, and real operations, respectively.

II. SYSTEM MODEL

A MIMO communications TRX with a hybrid architecture,
e.g., a 5G base station, is also used as a radar TRX, as
illustrated in Fig. [T} It is assumed that the communications
system operates at mm-wave frequencies, in line with the
FR2-1 frequency range (24.25-52.60 GHz) [39]. The system
maintains links with Uy, users having multiple streams over
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frequency-selective NLoS communications channels while si-
multaneously sensing the environment through additional U,,qg
beams, where a different TX stream is used at each sensing
direction. In addition, communications, as well as sensing
streams, are OFDM waveforms. As depicted in Fig. [T, mono-
static sensing is performed, and as such, all spatial streams,
i.e., both communications and sensing, can be used for radar
processing at the MIMO TRX. Dedicated pilots for sensing are
not necessary since the TX streams are completely known at
the MIMO RX. The communications RXs also have a hybrid
architecture. Table [I] lists some important parameters for this
section.

At MIMO TX side, the number of antenna elements and RF
chains are given by Ltx and LTX, with L < Ltx. Similarly,
for MIMO RX side, there are Lgrx rad and LRX rad numbers of
antennas and RF chains, with LRy i < Lgrxraa. The u™ com-
munications user has Scom,, streams, with Sgom ., > 1. Each
stream has a time-frequency OFDM grid with M symbols and
N active subcarriers. For a given OFDM symbol index m and
subcarrier index n, the TX frequency-domain symbols’ vector
of the u'™ user is of size Scom,, X 1, and given by Xcom,nm.u =
[afcom,n,m,la ce 7xc0m,n,m,Swm,u]Ta with ZTcom,n,m,u Iepresent-
ing a complex frequency-domain symbol. Here, n € [1, N],
m € [1,M], and v € [1,Ucom). Symbols for all users are
then denoted as Xcomm,m = [Xlomm.m. 1>+ Xeom.mm U]
which is of size Siom X 1, where S.om is the total number
of communications streams. The TX frequency-domain sym-
bols’ vector for the sensing streams is given by Xpgn.m =
[:cmd’n,m,l,...7xrad,n,m7Umd]T, of size U,y X 1. These two
vectors for communications and sensing are then combined as
Xnm = [Xeom,n.m> Xeadnm) » Where Xp n, is a vector of size
S x 1 with S = Seom + Usaa. The instantaneous TX powers
for communications and sensing data streams are respectively
given by

)

M N Scom

Pcom: ZZ |xnms| (1)
m=1n=1 a=1
M N

R’ad - Z Z Z |xn,m,s|2a (2)
1=1n=1 s=Scom+1

where (Xpm)s = Tn.m.s Tepresents the s element of Xy, .

while P, = P,om + Praq denotes the total power of the streams.

It should be noted here that P.,, and P, are not the
physical TX powers from the antenna elements corresponding
to communications and sensing; rather they are the total sum
of powers of the complex symbols of all the corresponding TX
streams. They are necessary for the optimization problem dis-
cussed in Section [IV] The actual TX power of the considered
JCAS system can be calculated based on (@), which depends
on the beamforming weights and their normalization, and it is
different but roughly proportional to powers in (I) and ().

The TX baseband weights are frequency/time-dependent,
and they are given for communications and sensing as
WTX com,n,m and WTX rad,n,m» Of sizes LY X Seom and LRE x
Utad» while

WTX com,n,m [WTX com,n,m,ls " WTX ,com,n,m, Ucomi (3)

consists of all the TX baseband matrices of the commu-
nications users. The matrices w%gmm’n,m and W%%,md,n,m
are then combined to formulate a single baseband precoder
matrix as WTX nm [WTX com,n,m? WTX ,rad,n, m] which is of
size LRE x S. The TX RF weights are time-dependent but
frequency-independent, common to all communications and
sensing streams for a single OFDM symbol, and are given by
the matrix Wi ., which is of size Ltx x LR§. Then, the
frequency-domain symbols at the TX antenna elements are
given by

Xp,m = WTX mWTX n,mXn,m, 4)
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where X,, ,, is of size Ltx x 1. Additionally, the total TX
precoder matrix is represented as

RF BB RF BB
I:WTX,mWTX,com,n,mﬂ WTX,mWTX,rad,n,m] ) (5)

which combines RF and baseband beamforming of communi-
cations and sensing. The design of all beamforming matrices
is discussed in Section It should also be noted that
the frequencies corresponding to all the N subcarriers are
considered to be transmitted by the antennas.

WTX,n,m =

A. MIMO Radar

As depicted in Fig.[1] the TX signal X,, ,,, in (@) is reflected
from the communications scatterers and radar targets and
received back at the MIMO RX. Assuming there are K point
targets comprising both radar targets and communications
scatterers, the RX signal at the MIMO RX can be written
as

K Ip,k
Yo,m = Z bre AT eﬂmefaRX,n(ek)ag(,an)in,m
k=1

(6)

where y,, ,,, and V;, ,, are the RX frequency-domain symbols
and noise samples of sizes Lrxda X 1. The variables by,
Tk, and fp ;. denote the attenuation constant, two-way delay,
and Doppler-shift of the k™ target, while angles of departure
and arrival, expressed by 6y, are considered to be the same,
assuming distant targets and the TX and RX arrays being
closely situated. The TX and RX steering vectors of the k™
target and for the n' subcarrier are given by arx ,(0x) and
arx,n (0%), while the subcarrier spacing is denoted by Af.
For a uniform linear array with L elements and half-
wavelength separation, the RX or TX steering vectors, i.e.,
either agrx ,,(0) or arx ,(f), can be given generally as

+ Vi, m,

T
Ao Ao
7 sin (0 7(L—1) - sin (6
a,(0x) = [1,63 A S Ok) (Ll ssin( ’“)}
feom+nAf feomtnAf T
g Leom 2] in (6),) g (L—1)deom 2] gin (9,,)
= |:1, e feom ye..,€ feom ,

)

where A and )\,, are the wavelengths corresponding to the
carrier frequency and the n™ subcarrier frequency. Hence, the
steering vector changes depending on the frequency of the
subcarrier. However, in this article, we focus on a system
where the bandwidth w.r.t. the carrier frequency is not high,
ie., ﬁ = % ~ 1, with f.n being the carrier
frequency. Hence, the frequency-dependent steering vector in
can be simplified as

a(ek) ~ [17 eI sin (ﬁk)’ s e]7r(L71) sin () T ) (8)
We will thus use this frequency-independent steering vector
throughout the rest of the article for both TX and RX arrays.
The approximation in (8) cannot be used for systems where the
relative bandwidth w.r.t. the carrier frequency is high, as it can
degrade the radar performance, e.g., increase of side-lobes. In
such systems, the frequency-dependent steering vector in (7))
should be used throughout all concerning equations of this

article, e.g., (30) and (31).

TABLE I
SYSTEM MODEL PARAMETERS
[ Parameter [ Definition | Size
Ucom, Urad Number of communications users and | 1 X 1
sensing beams
Lrx, LIT‘)I“; Number of antenna elements and RF | 1 x 1
chains of MIMO TX
LRX rad> Number of antenna elements and RF | 1 x 1
Lgi,rad chains of MIMO RX
M, N Number of OFDM symbols and active | 1 X 1
subcarriers in one TX stream
Af Subcarrier spacing 1x1
Scom,u Number of TX streams of u' user 1x1
Scom, S Number of communications and total | 1 X 1
streams
K Number of point targets 1x1
Xcom,n,m» TX streams’ symbols for communica- | Scom X 1,
Xrad.n.m tions and sensing Upag X 1
Xn,m> Xn,m TX streams’ symbols and symbols at | S x 1,
MIMO TX Ltx x 1
Yn,m> Yn,m RX baseband symbols and symbols at LEI):(,rad x 1
MIMO RX Lrxrag X 1
Yeom.m.m RX streams’ symbols of all users Scom X 1
W?Eycom’n’m, TX baseband weights for communi- | LXF x Scom,
w%}%’rad’mm cations and sensing Lix X Urad
W]T;Q o Total TX baseband weights L}%f( x S
Wik e TX and RX RF weights of MIMO | Ltx x LXL,
wﬁl):(,rad,m TRX L]l%%(,rad x
RX.rad
Wix,n,m Total TX precoder weights Ltx X S
WRX,com,n,m,u,| RX combiner of ul/all user/s LRX,comu X
RX,com,n,m com,u s
LRX com X Scom
Arx(6), TX and RX steering vectors for all | Ltx X Ki,
Arx(6) targets Lrxsad X Kt
Hiaq,n,m. Radar channel and effective radar | K; X K,
H, m channel Lgiimd X S
Hcom,n,m,us Communications channel for uM/all Lrx comu X
Hcom,n,m user/s LTXv
Lrx,com X L1x

Converting (6) into matrix notation and applying RX RF
combining yields the RX baseband symbols as

H
Yom = (ng;(,rad,m)HARX (O)Hrad,n,mATX (0>W¥§(,mw¥)§,n,m

Hn m

Xn,m + Vo,m,

9

where the RX RF combiner W}%i’rad’m that is time-dependent
and frequency-independent is of size Lgrxrad X Ljx s
ARx(e) = [aRX(Gl), . ,aRX(GKL)] is of size LRX,rad X Kt
and ATx(a) = [aTX(Ol), Ce ,aTx(GK[)] is of size LTX X Kt.
Additionally, @ = [61,...,0]" is the vector of all targets’
directions, and Hpq,y,m is a diagonal matrix of size K x K|,
and it represents the radar channel where (Hrad n,m )k k

I,k

_ 2 ) —t—

be I2mAIT 2T AT The vectors y,, ,, and vy, are of
; ,

size LRy ,q % 1. The effective radar channel between the TX
streams and RX baseband symbols is given by H,, ,,,, which
is of size LRk .4 X S. Considering different TX streams, @)
can alternatively be written as

[ZnmL oo @nnsT] [0 e D 6] i,

Xn,m

yn,m -

hn,m

(10)
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where Iis the Lg% 4 % LR .4 identity matrix, X, ,,, is of size
L% raa X (LR% raq - S)» and hy, 4, is a Vector of size (LEX 4 -
S) x 1, and hy, ,,, s = (H,, ;) denotes st column of H, ..,
given by

hn,m,s = (WRX rad, m)HARX(g)Hrad n,m
'ATX(G) an

The equation in (1I) can then be extended by considering
multiple OFDM symbols as

TX m(WTX n m)

Yn,l Xn,l 0 ‘e 0 hn,
Yn,2 0 X71,,2 e 0 hn.2
= +Va, (12)
Yo, M 0 0 X | [hn,m
N—_——
Yo Xn h,

where y, , X,,, hy,, and v,, are of d1mens10ns (LRS aa- M) x 1,
(LRXrad M) (LRde M - S) ( RXrad M- S) x 1, and
(LR raa - M) x 1, respectively.

B. MIMO Communications RXs

Each u™ communications user has LrX,com,u RX antennas,
and the frequency-domain symbols at the RX antennas for the
m" OFDM symbol and the n™ subcarrier can be written as

YCom n,mu Hcom n,m uWTX mWTX com,n,m, uXcom,n,m,u

+ Hcom n,m, uWTX m WTX com,n,m,u’ Xcom,n,m,u’
u' #u

+ Hcom n,m uWTX mWTX rad,n erdd n,m + Vcom n,m,u- (13)

Here, the first term corresponds to the RX signal due to
u user’s streams, second term is the inter-user interference,
while the third term denotes radar-communications interfer-
ence. Further, Heom n,m. . 15 the channel between the MIMO
TX antennas and the u™ user’s RX antennas and is of size

LrX comu X L1x. It can be given as [40]

Kcom,u ; -
_ E — 127 NA fToom.w ko ,J2mm =Dtk
Hcom,n7m7u - bcom,u,ke J f com,u,ke A
k=1
b rx (6 14
.aRX,u( com,u,k)aTX( com,u,k), (14)

where Kom 4, is the total number of point scatterers considered
for the u™ user, beom,u,k> Teom,u,ks aNd feomp,w i denote the
attenuation constant, one-way delay and Doppler-shift of the
k™ scatterer, respectively. The angles of departure and arrival
are given by Oeom,u,k and Og,, us while arx ., (6) represents
the RX steering vector of the u™ user. In addition, it is also
assumed that the MIMO TX knows the best angle for signal
transmission for each user.

The RX baseband symbols are then given after applying RX
combining to (T3] as

H
ycom n,m,u (WRX com,n,m U) HC0m n,m UWTX 77LWTX com,n,m,u

H
: X(,om n,m,u + (WRX com,n,m u) me n,m uWTX m
H
! E WTX com,n,m, u/xcom n,m,u’ + (WRX,com,n,m,u)
u #u

: Hcom n,m uWTX mWTX rad,n mxrad n,m + Ycom,n,m,u»

15)

where Yeom,n,m.u and Veom,n,m,u are vectors of size Scom,q, X 1.
In addition, Yeom,n,m,u = (WRX,com,n,m,u)chom,n,m,u- The
RX combiner for the u™ user is given by Wrx com n.m.u that
is frequency/time-dependent. The frequency-domain symbols
of all users’ streams can then be represented as

Yeom,n,m = (WRX,com,n,m>HHcom n, mWTX mWTX com,n,m
Xeom,n,m + (WRx com,n,m ) Heom,n,m

(16)
where the first and second terms in (15 are combined to
formulate the first term in , and

WTX mWTX rad,n, mXrad,n,m + Yeom,n,m

wRX,com,n,m,l cee 0
WRX,com,n,m = ’
0 - WRX com,n,m, Uson
17)
which is of size Lrxcom X Scoms Hcommn,m =
T . .
[Hcom nym, 1. Hcom n,m me] is of size LRX,com X LTX,

Yeom,n,m is of size Scom x 1, and Veom pn,m i Of size Scom X 1.
Here, LRX,com = E = LRX com,u+

The communication performance of the system is generally
evaluated through the channel capacity. For calculating it,
covariance matrices of the different terms in need to be
calculated, which are the signal-of-interest (SOI), inter-user
interference and radar-communications interference, respec-
tively, in the first, second, and third terms. These are derived
next, where we have used the substitution flcom,n’m,u
(WRx,com,n,m,u)HHcom,n,m,uW%F(,m since it is common to the
first three terms.

The covariance matrix of SOI is first given by

RSOI n,m,u — Hcom n,m uWTX com,n mQSOl,n,m,u
(18)

— H
where Qsor . m,u = E{Xcom,n,m,uXcomn,m.u)- Next, the co-
variance matrix of inter-user interference is given by

(WTX ,com,n, m)HHcom n,m,u’

19)

Rint,com,n,m,u

= Hcom,n,m,uQim,com,n,m,uHcom,n,m,u’
where
{ E WTX com,n,m ulxcomnmu )
/#u
H
) } 20)

E WTX ,com,n,m, u'xcom n,m,u’
’;éu
The covariance matrix of radar—-communications interference
is then given by

Qint,com,n,m,u

. n BB
Rint,rad,n,mm - Hcom,n,mm,WTX rad n,innt,rad,n,m

(WTX ,rad,n, m)HH (21)

com,n,m,u’
H .
where Qi rad.n,m E{Xrad, n,mXraq n,m }- Finally, the sum
channel capacity of all users for a given channel realization
can be written as
Ucom

Cmt com — Z Z Z IOgQ dCt{I

u=1m=1n=1

24\ —1
+ (Rint,com,n,m,u + Rint,rad,n,m,u + UUI) RSOI,n,m,u}7

(22)
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where ai is the noise variance at the u user. In addition, when
only conventional communication is performed, i.e., without
JCAS, the sum channel capacity is given as

Uom M N

Ceom = Z Z Z log, det{I

u=1m=1n=1

+ (Rint,com,n,m,u + Uul) RSOI,n,m,u}a (23)
where Rincomnm.u and Rsorn m.. are the corresponding

covariance matrices when only communication is performed.

III. RADAR PROCESSING AND
BEAMFORMING DESIGN

This section discusses the procedure adopted in obtaining
the range—velocity and range—angle maps. First, the range
profiles corresponding to the different OFDM symbols are
calculated. They are then separately used for calculating the
range—velocity and range—angle maps. Next, we describe the
design of TX precoders and RX combiners to cancel the inter-
user, intra-user, and radar-communications interference.

A. Derivation of Range—Velocity and Range—-Angle Maps

1) Range-Profile Processing: The effective radar channel
in @]) needs to be estimated to find the range, velocity, and
DoA of the targets. As the first step in this process, h,, in
is estimated by applying the least-squares solution as

hfL - X'nyn hn + Ah7l7 (24)
where ﬁn is the estimated vector of the same size as h,,, Ah,,
is the estimation error vector, and (-) is the pseudo-inverse
operation, respectively. Similar to in 1i h,, can be written
ash, = [(h,1)7,..., (h, )77 Similar to in (11, effective
radar channel for the m™ OFDM symbol can be written for all
streams as By, = [(Rpm1)7, ..., (Bym.s)7]7. Hence, the
effective radar channel for m™ OFDM symbol and s stream
is estimated, which can further be written similarly to @]) as

hnm

)

s — hn,m,s + Ahn,m,sv (25)
where Ry, ,, s is of size LRy .4 x 1. For a SISO system, the
range profile is estimated by applying the inverse DFT (IDFT)
to the estimated channel [30]. Adopting a similar approach for
the MIMO case, LEX raq Values (across RX RF chalns) can be

calculated for the i range bin by applying IDFT to hmm)s as

N

di,m,s = Z qi, ﬁn,m, lTll,rn,sa v 7ﬁN,m,S:| q;, (26)
n=1

where ¢ € [1, N] and q; is the IDFT vector of size N x 1, and

each element of it is given by (q,)n = ¢in = K, while
d; s is a vector of size LE% 4 x 1. In addition, the delay of

each target is discretized as 7; = & 7

2) Range—Velocity Maps: A DFT is next applied for d; ,, s
to obtain the (i, )" element of the range—velocity map as

,Js* E qjm 0,1M,8

m=1

[di,l,s; oo adi,M,S] q_/]v (27)

where j € [1, M] and qj is the DFT vector of size M x 1,
27wmj
= e M

and each element of it is given by (q})m = ¢, ,
while f; ; , is a vector of size LRk .4 % 1. Additionally, the
Doppler-shift of each target is discretized as fp ; = %.

3) Range—Angle Maps: For calculating the angle profiles,
the covariance matrix of the range bin values across different
RF chains is needed. Hence, this will be first calculated based

on (26), similar to [38] as

Ri,m,s = ]E{dz m, S‘df{m s}

Z Z C]zqunz n17m8hn2ms+021

’ﬂl—l ’I’Lz—

(28)

where oI represents the covariance matrix stemming from
the estimation error vector, and it is given by ¢?I =

22[1:1 Zf:gzl qi,mq;",nz]E{Ahm’m sAhi m S} . Using ,

(28) can be rewritten in the format

Rim.s = AR (O)R;, ALL(0) + 070, (29)

where AR (0) = (WX 1ua.m) T Arx(0) is of size LYY . x K.
Additionally, Rl m,s 18 the covariance matrix corresponding to
the residual terms apart from (Why rad.m) TARX(0) in Dy, g,
(TT). The number of targets K; can be estimated, for example,
using minimum description length method [41] or from the
Gerschgorin disk estimator method described in [42]. Using
a similar representation of in [38], the (MUltiple SIgnal
Classification) MUSIC pseudo-spectrum of the i" range bin
and the m™ OFDM symbol for the s stream can be obtained
as

1
P(0)im,s = ; (30
@i, at ()T s T1,, LA(0)
where T, s (Yim.sas- s Yioms, LR _f] contains

RX.rad
the eigenvectors of R;,, s correspondmg to the lowest

(Lgﬁad — K,) eigenvalues, § = [—90°,90°], and a(f) =
(WRX rad.m)  Arx(0), and it represents the effective steering
vector at the RX by considering the RX RF beamforming
matrix. This is performed for all 7 values to obtain the range—
angle map corresponding to each TX stream and OFDM
symbol. In practice, an approximation is used for R; ,, s as
Rim,s = d;m sdf{m s> instead of the expectation.

Since R; s is of size LR% rad X LR ra» the number of
targets that can be reliably detected is given by Lg% .4 — 1.
In addition, the number of samples needed for range—angle
map calculation is given by (LR .,)>NMS. Hence, while the
increase of Ly .4 increases the number of targets that can be
detected, it also increases the complexity of range—angle map
calculation, indicating the trade-off between performance and
complexity.

From (30), S streams will produce that many different
range—angle maps for a single OFDM symbol due to W?;mm
having disparate weights for the TX streams. However, a single

This work is licensed under a Creative Commons Attribution 4.0 License. For more information, see https://creativecommons.org/licenses/by/4.0/



This article has been accepted for publication in IEEE Transactions on Wireless Communications. This is the author's version which has not been fully edited and
content may change prior to final publication. Citation information: DOI 10.1109/TWC.2023.3290326

LIYANAARACHCHI et al.: JOINT MIMO COMMUNICATIONS AND SENSING WITH HYBRID BEAMFORMING

map can be acquired through maximum-ratio combining. For
the s TX stream, the angle-dependent complex coefficient
of the beam pattern can be calculated as grx ,nm,s(0) =

(G)WTXm( %]?,n,m)S' Thus, the combined range—angle
map for the m™ OFDM symbol can be written as

|gTX.n m 9(0)‘2
PO iom — — .
( ) 7 SZ ~H(9)I‘i,m Srf{m 5~(9)

- a

€29

In addition, once the range—angle and range—velocity maps
are obtained, additional radar processing is required to detect
targets and estimate their parameters, i.e., range, velocity, and
angle. Successive maps at different time instants and tracking
can also be utilized for this purpose. Once the maps are
obtained, detection and estimation can be applied to them [43]],
[44], but we do not discuss it here in the article.

B. Beamforming Design

This section describes the formulation of different TX and
RX beamforming matrices used in this article, and they are
designed prior to waveform optimization per Section
Hence, any other beamforming design can be used, separate
from the one discussed here, and the proposed waveform
optimization and radar processing are applicable regardless.
It is assumed that users’ communications channels are first
estimated using reference signals in the downlink and fed back
to the MIMO TRX in the uplink; hence this information is
assumed to be known.

1) TX RF Beamforming: We assume that MIMO TX

knows the best TX directions for different users’ sig-
nals, for m®™ OFDM symbol, denoted by Ocomm =
[900m7m71,...,9mm,m7u,...,Ocomm,Umm]T, of size Ugom X 1.

Similarly, sensing directions can be written as g

[Orad,m 15« - - Oradm, U] T - All these angles can be denoted as
GTXJW = [eg;)m my Hrad m] ) (32)

which is of size (Ugom + Uraa) X 1. Then, the beamforming
weights for each TX RF chain are obtained with the spatial
matched-filter (MF) response to maximize the gains of the
RF beampattern at all directions in (32), assuming that the
amplitudes and phases of the TX RF beamformer can be
modified. These weights are the given as

arx 1oy (01x,m i)

RE _ p||aszTX<9Tqu>||’
WTX, lrx,myi —

QTX,m,i € ecom,m

(1 B ) aTX lTX(GTX m, L)

MTarx, ZTX(QTX,m,z)H’ QTX,m,i € 0rad,ma

(33)

where i € [1, (Ucom + Uraa)], Irx denotes the RF chain index
with Itx € [1,LR%], and arx iy (O1x,m,i) is the correspond-
ing TX steering vector specific to the I, RF chain. Here,
p € [0,1], controls the gains between communications and
sensing directions. The expression in (33) corresponds to the
MF weights to obtain a maximum in the RF beampattern for
the ™ angle. However, there should be maximums for all
angles, i.e., communications and radar directions. Hence, the

weights for all the different angles are summed up to derive
the total weights for each RF chain, similar to [45] as

Ucom+Urad
WTX l'r)(7 Z WTX lTx,’n’L 7 (34)
The RF precoder matrix is then given by stacking

the weights for the different RF chains as W?;m =

W% 4o Ik, LRE m .
HW,T{)F(’I' TERRRRA e where each column is normal-
s L,m TX, LRF ,m
ized.

2) Communication TX baseband and RX Beamforming:
Next, Whe com,n,m and WRX com n,m are found using the block
d1ag0nahzat10n (BD) method [[19]]. For this, communication
users’ channels apart from the u'" user are denoted by

o T T
HCOm;nﬁmu - [Hcom n,m, IWTX m> Hcom n,m,u— IWTX m>
RF 1T
Hcom n,m u+1WTX m " Hcom n,m Uu,mWTX,m]
(35)

To prevent u'™ user interfering other users (inter—user inter-
ference), its baseband beamforming matrix W?;com’n m,u> S
in , needs to be in the null-space of I:Immm,myu. This
is calculated by the singular value decomposition (SVD) of
Heom,n,m.« and given by

_ _ _ H
oo = Vieww S (Vigho Vigha )+ 36)

where V]eﬂ « contains the left singular vectors while V

rlght u
and Vr(u,m ., contain the right singular vectors for non-zero and
zero singular values, respectively. In addition, 32, is a diagonal

. . . . o(0)
matrix containing the singular values. The matrix Vrlgm u COr-
responds to the b351s of the null-space of HCOm n,m,u- DUE to
this, columns of v

th

nght .. are possible vectors for WTx,com,n,m,u-
(0)

For u™ user, Heom n,m uWTX ,m Vright, thus represents the
effective channel after the inter-user interference is canceled.
Its SVD can be represented in a similar format to (36) as

H
0
Hcom n,m, uWTX mVr(igin,u = Vleft,uzu (Vr(ilg)ht,u’ VE:Q’H,U) :
(37)
Finally, TX baseband precoding matrix of the u™ user is

0y

selected as WTX com,m,mou = Vnghl’u right,u> while the RX
combiner is chosen as Wrx com,n,m,u = V{gﬂ)u, ensuring inter-
user and intra-user interference are perfectly canceled [46].
This process is performed for all users to obtain W?)}%,com,n,m
and WRX,com,n,m-

3 ) Radar TX Baseband and RX RF Beamforming: Next,
WTX rad,n,m 18 designed to prevent radar-communications in-
terference. For this, second term in (T6)) needs to be canceled,
in which W% . has to obey

(WRX,com,n,m)HHcom n mWTx m WTX rad,n,m — 0, (38)

Zn,m

where 0 is a matrix of zeros. The baseband precoder for each
sensing beam is then designed such that it satisfies (38]) while
also maximizing the gain at 6pq . The solution for this

This work is licensed under a Creative Commons Attribution 4.0 License. For more information, see https://creativecommons.org/licenses/by/4.0/



This article has been accepted for publication in IEEE Transactions on Wireless Communications. This is the author's version which has not been fully edited and
content may change prior to final publication. Citation information: DOI 10.1109/TWC.2023.3290326

IEEE TRANSACTIONS ON WIRELESS COMMUNICATIONS, VOL. XX, NO. XX, MONTH 2023

Algorithm 1 Design of TX precoders and RX combiners

1: Set the weights for each TX RF chain w§ , . such that
they maximize TX RF beampattern gains in communica-
tion and radar directions, using and

2: Set Wiy ,,, by stacking normalized wi ,  vectors of
different RF chains for itx € [1, Ltx]

3: Set the TX baseband weights and RX combiner weights
of the u™ communication user, W%)E&,com,n,mu and
WRX,com,n,m,u» Using the BD method in —l

4: Stack the different users’ TX baseband weights and RX
combiners to obtain W?)}g,com,n,m and WRrx com,n,m

5: Set the TX baseband precoder of each sensing beam
WX 1 .o SUch that it maximizes the effective TX beam-
pattern gain in the specific sensing direction while also
canceling radar-communication interference, using

6: Set WK raq., by stacking normalized WRY . 1., m VECtors
of the different RF chains, using @I) and

can be given in a closed form by using the MF and null-space
projection methods as [20]

(I - ZTanZn,m,) (W¥§(,m)HaTX (eradﬂn,u/)

[(WRS ) ¥ arx (Orad,m.u )|

BB _
WTX,rad,n,m,u’ -
(39)

Hence, the baseband weights for radar streams are given by
stacking the different sensing beams’ baseband precoders as

wBB
WBB — L2 . g)é,rad,n,m,Umd

TX,l‘dd,TL,m HwTX,rad.an,l“’ ’ HwTX,rad,n,7n,Ude

For the MIMO RX, an MF approach is used to receive
reflections from different sensin% directions. The weights for

the l{{‘x RF chain and for the v/" sensing angle are given by

BB
WTX rad,n,m,1

*
RF ARX, Irx (Qrad,myu’)
WRX rad, lrx,m,u’

T O |
where lgx € [1, LR ,.q], While agx, iz (fraqm,ur) is the RX
steering vector for [y, RF chain. Combining weights for the
different sensing angles leads to RF weights for the [fy RF
chain as
Ut

RF _ RF
WRX rad, lex,m = WRX rad, b ,mu’ * 41)
1

We here also assume that the RX RF beamformer’s amplitudes
and phases can be fully controlled, similar to that of the TX RF
beamformer. Finally, the RX RF combiner for all the RF chains

WRX rad, LRE

RX,rad’ "™

WRX rad,1,m
[[WRx ad, 1,m [ 7"

. . RF o

is given by Wgx 1qm = ST Tl
RX.rad, LRE .m

where WRY .4 1S Of size Lrxaa X LRY ... Finally, Algo-

rithm [T} indicates the full beamforming design.

IV. SENSING WAVEFORM OPTIMIZATION

In this section, we discuss the optimization of subcarrier
indices and frequency-domain samples of sensing streams
Xrad,n,m t0 minimize the CRLBs of delay and DoA estimates of
sensing, i.e., 7 and é, respectively. Here, the CRLB expressions
necessary for this section are derived, the related optimization
problem is discussed, and the solution is analytically derived.

An algorithm is also presented for finding the subcarrier
allocation in the sensing streams. Table |lI lists the important
parameters of this section.

A. CRLB Expressions for the MIMO-OFDM Model

Here, the CRLB expressions for the estimated delay and
DoA parameters are derived using the Fisher information
matrix Z(c) of size 2 x 2, where o = [0, 7]7. For this,
v, in is considered to be normally distributed with
mean p = E{y, — X,h,} = 0 and covariance matrix
2 = E{(y,, — X,h,)(y,, — Xph,)?} = 02,1, where o2,
denotes the noise variance. Subsequently, the log-likelihood
function of RX frequency-domain symbols for all subcarriers,

y=1[y7,...,y%]7, can then be written as

1
log PY (Y; OL) = — log (O.rQadﬂNMLﬁl;(_md) _ O.T

rad

N
(Z vy,

n=1

+hXIX, b, — 2Ry thn}> :

(42)
Each element of Z(«) can then be calculated as [4]
9?log Py (y; @)
I(a); ; = —FE Z—2=2" ¥ 7 43
(a) »J { 30&1301] } i ( )

where 7 and j are the row and column numbers. Next, twice
differentiating and simplifying results in an expression

for (@3) as

N H
2 ohe  oh,
()i = —— %{n_l D Pn davi } ’

Otad

(44)

where the expectation between frequency-domain symbols,
either on different streams or OFDM symbols, for the
same subcarrier, is assumed to be zero. Then, P, =
diag {|xn,1,1|217 D) ‘xn,m,s|2la D ‘zn,M,S|2I}-

To find each element of Z(«x), partial derivatives of h,, are
needed w.r.t. the DoA and delay estimates. These are then
found using (IT) as,

oh,, o, s _ m 2D
T — (—]QWnAf)be ]271'71Af7'612 'A[‘)f gnm%s7 (45)
where
gnmL,s = (ng,rad,m)HaRX(g)ag((g)w¥§,m(w¥§,n,m)57
(46)
and thus
ah'ﬂ m p— =
87: = (—j2mnAf)be 27nAfT jg2mm i‘} m> 47)
where g, ,, = &l ,gZM’S]T. Next, using ,
Oa(6 ) T
?9(6 ) =10,...,e™E=DsO) ([, — 1) cos (9)}
= gm cos (6)Da(6), (48)
where D = diag{[0,...,L — 1]} denotes a diagonal matrix,
and therefore
8hn m,s _ ﬂ"mL
T = gmbe AT 05 (0)g), s (49)
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where

g, = (WEE (DRxaRxw)a%(e)

- aRX(‘9>aTX(9>DTX> WTX m(WTX nm)s- (50)

Thus,
al;’;m = ymbe2TnAS T 2T Gos (0)g)) (51)
where g, ., = [(€.m1)" - (&hm.s) ] Next, based on

(44), individual elements of Z(cx) can be derived as

()11 = 272 cos? (6)(SNR)
M N S

DD Pams(@m) s (52)
m=1n=1s=1
I(a)z2 = 87°(Af)*(SNR)
M N S
' Z Z ZﬁQPnam:S(gn,m,s)Hgn7m,s7 (53)

m=1n=1s=1

= —471%(Af) cos (6)(SNR)

M N S
R { Z Z Z ﬁpnvmaS(gn,m,s)Hg/n,m,s} ) (54)

m=1n=1s=1

I(a)l,g

‘xn m, |

where P, s = , SNR = 02‘ , while Z(at)21 =
Z(o)1,2. Then, CRLBS of delay and DoA estimates are given

by the diagonal elements of Z~! () as [43]
- 1
RLB(0) =
CRLB(9) 272 cos? (0)(SNR) fo(P)’ (53)
CRLB(#) — ! (56)

872 (AJ2(SNR)f, (P)’

where

M N S
/
n m,s gn m, s) gn,m,s

m=1n=1s=1

(éR{zm S P (B s L)
Zm:l Zn:l Zs:l 12 Pym,s(8n m,s) 8n,m,s

)

(57a)

M N S
ZZZﬁ "ms(gnms) gnms

m=1n=1s=1

y 2
(éR {Zﬁf—l n=1 Zss—l ﬁP” m b(gn m S)Hgiz,vms})
Zm 12 125 lpnms(gnms) g;z,m,s

(57b)

Moreover, P is the matrix of power of the subcarriers of the
communications and sensing streams.

B. Joint CRLB Minimization

Optimization problem 1. (Joint optimization) Subcarriers
of the sensing streams are optimized to minimize the CRLBs
of DoA and delay estimates jointly through the optimization
problem given as

min

Xrad,n,m ;Rn,m,é

CRLB(f) (58a)

subject to
CRLB(7) < mdx, (58b)
Cim com
e, (580)
Ccom
Prad S Pl - Pcoma (SSd)
0 S Pn,m,é S Pmax, s5€ [17 Urad]- (586)

The goal of the optimization is thus to find the frequency-
domain symbols of the radar streams Xyuqr,,m, together with
the set of indices of the activated subcarriers in sensing
streams Ry, 5. In addition, the power of a subcarrier in a
sensing stream is limited by (58e). The equality constraint
(58c) ensures some specific sum communication capacity
of the JCAS system when compared to that of when only
communication is performed, i.e., without JCAS, as derived
in and . Here, n € [0,1], and when beamforming
design is fixed, varying P,y implies varying 7, and thus,
7 = f(Peom), Where f(-) is some function. Hence, conversely,
choosing a specific n value defines Peop.

Due to the vast search space, the solution to the opti-
mization cannot be found straightforwardly, and hence a two-
fold approach is used. First, assuming the optimally activated
subcarrier indices of the sensing streams are known, the
minimum CRLB() is given by the following theorem.

Theorem 1. In solving the joint optimization problem, Ny —1
subcarriers of the radar streams receive a power of Pyax while
a single subcarrier with indices {n, mo, S0} receives a power
of Pa. In this case, minimum CRLB(@) is given by (59). Here,

N+1
n=n— TJF (60)
M N Scom
DENC‘)m = Z Z Pn,m&( /n,m,s)Hg;’L,m,s? (61)
m=1n=1s=1
M N Scom
NUMeom = Y > Y 0 Poms(8nms) "8 (62)
m=1n=1s=1
Pt - Pcom-‘
Nyt = , (63)
act ’V P
PA:Pl_Pcom_Pmax(Nact_l)- (64)

Here, [.] represents the ceiling operation, Ny is the number
of subcarriers of all Uiy radar streams that are activated,

while g,, ,,, 5 and g’n7m7§ are based on (@) and .
Proof. See Appendix O

The next step is identifying the optimum subcarrier indices
that minimize the expression in @]) For this, the denominator
should be maximized while simultaneously minimizing the
numerator. Interestingly, the denominator and numerator in
correspond to Z(a);; from and Z(at)z,2 from
(53), respectively, which in turn which correspond to Z(x)
values when only one parameter needs to be estimated, i.e.,
denominator #—only, and numerator 7—only. Therefore, these
separate minimization problems are used to determine the
optimum joint optimization indices.
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M Urad =2 H =2 H
CRLB(QA) 2 4(Af)2 NUMcom + Prax Zm:l §=1 L4n€Rp,m,5 n (gn,m,§> 8n,m,3 + PAnO(gno,mo,g()) 8n0,mo0,50
= Tmax 3 (g) M Una ;
ra Hqo/ / H o'
cos (9) DENCOIH + Pmax Zm:l 25:1 NERn,m,s (gn,m,g') gn,m,E + PA (gno,mo,go) gﬂ,o,?’ﬂu,go
(59)
. 1 1
CRLB(0)sep = .
sep 2 2 M Ura ’ Heo'! / He/
2= cos (9)(SNR) DENcom + Pinax Zm:l 2521 neRn,nL,§(gnwm7§) &n.m,s + Pa (gn07m07§0) 8no,mo.50
(65)
1 1
CRLB(7)sep = .
P 2 2 M Unaa 72 H =2 H
3 (Af) (SNR) NUMcom + Prax Z,,L:l Zg:l NERn,m,s n (gn»mwg) &n,m,3 + PAnO (gno,mo,éo) 8no,mo,50
(66)
TABLE 11 rive at the subcarriers of the sensing streams that are activated
CRLB OPTIMIZATION PARAMETERS in the joint optimization by the following theorem.
[ Parameter | Definition Theorem 3. The activated subcarrier indices of the sensing
CRLB(0) CRLB of the DoA estimate streams can be calculated based on Algorithm
CRLB(7) CRLB of the delay estimate
Tonax Maximum CRLB delay value Proof. The algorithm starts with_the waveform having the
P Power for the sensing streams minimum CRLB (6), according to (63)). Hence, N, subcarriers
Prom Power for the communications streams K K . , H.
P All streams’ total power of the sensing streams hav1ng the hlgheSt (gn,m,§) gn,m,E
Prm.s Subcarrier power of a sensing stream are activated. Then, the frequency-domain symbols of the
Prnax Maximum power of a sensing subcarrier activated subcarriers having the least (g, . g)H g o are
Pa Residual power to one sensing subcarrier d tially t tivated sub . h’ . t’h ’h. h
N Number of activated sensing subcarriers moved sequentially to unactivated subcarriers having the high-

Optimization problem 2. (Separate minimization)

(a) miny,, , . =, CRLB(0) subject to chi — 1), Paa <
— Peom, and 0 < Py 5 < Payax, § € [1, Unaa),
(b) ming,,, . R, CRLB() subject to ‘2 — o

Pag < P — Peom, and 0 < Pn,m,é < Prax, 5 € [17 Urad]'

I

The following theorem gives the optimal subcarrier indices
of the sensing streams for the two separate optimizations.

Theorem 2. For (a) minimum CRLB(#), subcarriers of the
sensing streams having maximized (g}, ., )" g}, ., s are acti-
vated, while for (b) minimum CRLB(7), subcarriers of the
sensing streams having maximized 7‘12(g,,mmg)Hg,m,,n,g are

activated.

Proof. For (a) the separate minimization of CRLB(f), l|
is the only element of Z(«), and the corresponding CRLB
value is given by (63). Here, SNR denotes the signal-to-
noise ratio (SNR) at the MIMO RX. To minimize (63)), the
denominator needs to be maximized, and thus, the subcarriers
of sensing streams should be activated sequentially according
to the product (g, ,, :)”g/, . ;. Similarly, for (b) the separate
minimization of CRLB(7), the single element of Z(c) is given
by (53)), and hence the corresponding CRLB value is given by
@]). Here, subcarriers of the sensing streams should be chosen
s0 as to maximize the term 72%(g,, ., )78, ., 5 O

These separate minimization problems are then used to ar-

est ﬁQ(gnym’ o g,,.m,5- Doing so for N, activated subcarriers
results in the waveform with the minimum CRLB(7).
O

The activated subcarrier indices are critical in solving Op-
timization problem |1} For this, the products (g], ,,, )&}, ;.5
and 1*(g,, ,, s)7 8, m s are necessary to be calculated. Thus,
TX and RX beamforming matrices, N and M, mainly con-
tribute to the computational complexity of waveform optimiza-
tion. Generally, N is the main bottleneck since it is quite high
but simultaneously increases the range resolution of the radar
system, indicating its trade-off.

Finally, the CRLB optimization in — only op-
timizes Xradn,m and R, ., 5, assuming that Wmid’n,m is
given. However, a better solution can be obtained by also
optimizing W?)%,rad,n,m' Since we design it based on l) to
cancel radar-communications interference, that flexibility is
not there. If necessary, W%%’md’nym can also be optimized for
better CRLBs, but at the cost of increasing the interference.

V. NUMERICAL RESULTS

Here we analyze the performance of the proposed beam-
forming, waveform optimization, and radar processing. For
the simulations, the following parameters are used: feom =
28 GHZ, LTX = LRX,rad = 32, L%g; = ng:(,rad = 8, Ucom = 2,
Scomu = 2, Scom = 4, Uraa = 2, M = 50, P, = 40 dBm
and SNR = 10 dB. Further, we use NV = 3168 with Af =
120 kHz, as specified in the 5G standards [39]. The power
allocated to the communication streams is chosen for a specific

This work is licensed under a Creative Commons Attribution 4.0 License. For more information, see https://creativecommons.org/licenses/by/4.0/



This article has been accepted for publication in IEEE Transactions on Wireless Communications. This is the author's version which has not been fully edited and
content may change prior to final publication. Citation information: DOI 10.1109/TWC.2023.3290326

LIYANAARACHCHI et al.: JOINT MIMO COMMUNICATIONS AND SENSING WITH HYBRID BEAMFORMING

Algorithm 2 Calculation of sensing streams’ optimal subcar-
rier indices for joint minimization
1: Set z=0
2: Set R as set of subcarrier indices for sensing streams
3: Set R as sensing streams’ activated subcarriers having the
highest (g, ,,, s)" &, . 5» in descending order

4: while z < N, do

5:  Calculate CRLB(f). and CRLB(7).

6  SetR' =(RNR)

7: Move the symbol of activated subcarrier in R with the
least (g, ,, 5)"'&, .5 to the unactivated subcarrier in R’
with the highest 7(g,, ,,, :)7 &, m.5

8: Update the set R

9: z+—z+1

n value as Pom = f1(n), since n = f(Peom) = f(BP),
where /3 € [0, 1], and it controls the power allocation between
communications and sensing streams. All beamforming ma-
trices remain the same for a set of OFDM symbols, which is
a valid assumption in mm-wave channels since it is difficult
for the MIMO TRX to acquire information about the fast-
changing channel per OFDM symbol.

Firstly, Fig. [2] illustrates the scenario for simulations. The
two communications user directions are given by O.m =
{—40°,30°}. Additionally, to simulate the NLoS multipath
communications channel, 20 point targets act as scatterers
distributed randomly in a cloud surrounding the corresponding
communications RX. The MIMO channel is obtained based
on the delay, Doppler-shift, and angle of the scatterers w.r.t.
the MIMO TX, using (I4). There are two point targets at the
sensing directions given by Or,q = {—10°,5°}, to which radar
streams are transmitted. Moreover, there is an “other’ target
at 20°, different from communications and sensing directions.
The radar cross-sections (RCSs) of different targets are also
illustrated in the figure. Moreover, all targets are considered
to have frequency-flat responses.

Figure [3] then depicts the total TX beampatterns, i..,
the combination of both RF and baseband beamforming.
Additionally, they are the average of different TX streams.
Here, p is as defined in (33). For the sensing-only case,
gains at sensing directions are maximized while those at the
communication directions are attenuated ca. 20 dB. Then,
for the communications-only case, the beampattern is no
longer directional, due to communication users being in NLoS
conditions and it is designed to cancel inter-user and intra-
user interference. Moreover, gains at the sensing directions
are attenuated ca. 20 dB from the sensing-only case. Finally,
for the JCAS case, gains at both communications and sensing
directions are almost similar, showing that all streams are
transmitted to both sets of directions.

Next, the effect of 7 in on 3, i.e., Peom (since P.om =
BP), is shown in Fig. 4] also for different p values. For a
specific p value, an increase of 1 also implies an increase of
[ to increase communication performance. Depending on the
required 7, less P.on is required if p can be increased since it
increases the gains for communications. However, as discussed
later, sensing performance decreases with the increase of these

0

Communication scatterers
Communication RXs
Radar targets

Other target

30 (120.46m, —26ms !, 5°)
RCS = 10dBsm

#* RO

(80m, 26ms 1, 20°)

(= 91m, Oms !, ~ —40°)
cs RCS = 0dBsm 60

60 RCS = 10dBsm
(= 58m,0ms !, ~ 30°) 150
RCS = 10dB:

( . ) = 10dBsm
30.46m, —64ms !, —10° @
RCS = —10dBsm 100

50

Fig. 2. Considered scenario for the simulations with five sets of targets having
the given ranges, velocities, angles and RCSs.

Magnitude (dBi)

Fig. 3. TX beampatterns for three scenarios: p, 3 = 0 (sensing-only), p, 8 =
0.5 (JCAS), and p, 8 = 1 (communications-only), for a single subcarrier.

parameters. Hence, it is important to select these parameters
depending on the required level of performance for the two
functionalities.

Next, sensing streams are optimized as in Optimization
problem [I] shown in Fig. B} First, Fig. illustrates root
CRLBs as a function of SNR for separate optimization prob-
lems defined in Optimization problem 2] For the DoA estimate,
6 = 5°. Here, P,y is chosen so that the power ratio between
it and the power of a subcarrier in a communications stream
is four, i.e., 1010g(Pna) — 10log(372—) = 6 dB. The
figure also shows the CRLBs when it is 10 dB. When p
decreases, CRLBs decrease due to increased gains of TX
RF beamforming. Increasing power difference also decreases
CRLBs since it decreases the number of activated subcarri-
ers for an increased P, value @), allowing to maximize
(374) and (570), thereby decreasing the CRLBs. Figure
illustrates the trade-off between the two CRLBs, for a fixed
SNR of 10 dB. Here, decreasing (3 decreases the CRLBs due
to increased power for the sensing streams. It is observed that
the absolute values of the root CRLBs vary slightly due to the
optimization. However, optimizing the waveform minimizes
the CRLBs compared to the unoptimized case.

The sensing performance is then evaluated through the
empirical receiver operating characteristics (ROC) for the radar
target at 5°, and it is shown in Fig. The target’s range is
uniformly distributed over many iterations, keeping the angle
fixed. Then, for each iteration, the average power value of the
range—angle map is calculated for a rectangular area of sides
1.58m and 4°, centered around the target’s supposed range and
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Fig. 5. Variation of the root CRLBs with different p, 8, power difference
and SNR values.

angle. The values obtained for the different iterations are then
used to calculate the probabilities of detection and false alarm
(without a target). Secondly, the root mean square errors (RM-
SEs) of the two estimates are calculated, as shown in Figs.
and All three figures show sensing performance improves
as either p or 3 decreases because more power is allocated
for sensing. Thus, although the joint optimization minimizes
the CRLBs slightly, it improves the sensing performance in a
practical scenario.

Finally, Fig.[7illustrates the range—angle and range—velocity
maps. For the sensing-only case, 95% of sensing streams’
subcarriers are activated. Here, the two radar targets are clearly
detected in the range—angle map. Their velocities are also
clearly observed in the range—velocity map while observing the
velocities of communication scatterers and the ‘other’ target.
In addition, there is some spreading of the velocities of radar
targets, which could most likely be due to the approximated
steering vector in (8). Regardless, the targets’ velocities can
be reliably detected. However, (7) needs to be used instead
of () for systems where the bandwidth w.r.t. the carrier

TDTDDTDDTD

1 1 1 1 L 1
0 0.1 0.2 0.3 0.4 0.5 0.6 0.7
Probability of false alarm

(a) ROC curve
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(b) DoA estimate

E
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(c) Range estimate

Fig. 6. The sensing performance of the radar target at 5° evaluated through
the ROC and RMSEs of DoA and range estimates.

frequency is high, to prevent degrading radar performance.
For the communications-only case, however, the parameters
are difficult to detect while not being consistent with the actual
target parameters. For the JCAS case, all targets are clearly
detected. Hence, the proposed radar processing illustrates that
sharing some portion of the communication streams to the
radar streams allows to obtain a better map of the environment.

Once either map is obtained, more information is required
to differentiate between the communication scatterers and the
radar targets. Since the communications streams are transmit-
ted at the users, some beamforming is required, as illustrated
in Fig. 3] This angular information could then be used in
conjunction with the range—angle map to differentiate between
the communication scatterers and radar targets in the angular
domain and subsequently in the range domain. Next, the range
information can be used to distinguish in the velocity domain
using the range-velocity map. Moreover, in target tracking,
communication scatterers may remain more likely static while
radar targets inherently move between successive maps, based
on the scenario depicted in Fig. 2} Hence, successive maps can
be used for the differentiation, i.e., communication scatterers
having slowly changing ranges and angles, while radar targets
have varying ranges and angles.

VI. CONCLUSION

This study concerned radar processing for a MIMO-OFDM
communications system with hybrid architecture, performing
JCAS. The MIMO TX caters to multiple users with multi-
ple streams over frequency-selective NLoS channels. Sens-
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ing streams are transmitted concurrently in sensing direc-
tions, different from communications. Additionally, optimized
frequency-domain samples are used for sensing streams that
jointly minimize CRLBs of range and DoA estimates. Simu-
lations illustrate that communications and sensing targets can
be reliably detected through MIMO processing. The ROC and
RMSEs of DoA and range estimates can be improved by
allocating more power for sensing, indicating the effectiveness
of the waveform optimization. Moreover, the optimization pa-
rameters need to be selected based on the application to obtain
the required level of trade-off between the communications
capacity and the sensing performance.

APPENDIX A
SOLUTION TO THE OPTIMIZATION PROBLEM

Differentiating (55) w.r.t. the power of a subcarrier in a
sensing stream P, ., 5, with § € [1,Upg], and simplifying
gives

gn,m,g

JCRLB(A) -1 |Gn,m,s]
OPpms  \2m2cos? (0)(SNR) f2(P)
n (éR {Z%:1 27]:,:1 25:1 ’FLP",mﬁ(gn,m,s)Hg’/mm,s})

(Zm 1 n=1 Z =1 n Pn m S(gn,m,s)Hgn,m,s)

9n,m,s

2

(67)

%Cﬁﬂ # 0 due to the needed

h, SREO) _
meaning that CRLB(é) always decreases when P, ,, 5 in-
creases. Thus, the constraint (58d) simplifies into equality.
Next, using (55)-(57b), relation between the two CRLBs is
as CRLB(O) _ 4(Af) S o o S AP P s (Bns) T B s
CRLB(7) cos? (0) N SN_ Xl anL,S(gn,m,s)H

8nm s
and thus as CRLB(#) = CRLB(#)f(P). Then, using 1i

For a given {n,m, §} pair,

relation between g, . - and gy, 5. As suc

)

CRLB(f) <

Toan (), (68)

and this is used instead of (58b). The derivative of f(P)
is given by (69), and its sign can be evaluated based on
% z 0, which after some simplification steps, can be
written as in (70). It can then be assumed that y; < 1, while
Y2 3> 1 because v, has 72 term, which increases the value

quite fast. Hence, ~y;y2 > 1, and thus L(P) < 0,Yn,m,s.

The Lagrangian is then used, as given in , where A1,
A2, A3, and )4 correspond to the Karush—Kuhn—Tucker (KKT)
multipliers of the total power of the sensing streams, lower
and upper bounds of the power constraint for a subcarrier in a
sensing stream, and the inequality constraint in (68)). Next, the

following KKT conditions need to be satisfied for optimality:

OL (P, A1, A2, A3, M) aCRLB(é)(1 )
OPpm.s OPpm.s
—A = A2nm.s — A3num,s + A4Tiaxm =0, (72)
M N U
> Pumi =B~ Peom,
m=1n=1s5=1
(73)
A2,n,m,5Pn,m,s =0, (74)
)\B,n,m7§(Pmax - Pn,m,é) =0, (75)
>\4< 2 f(P)— CRLB(é)> =0, (76)
A2.nm,5 = 0, 77
A3,n,m,s > 0, (78)
M >0, (79
Prm,s < Pnax, (80)
Pomis>0,  (81)
CRLB(0) < 72, f(P).
(82)

Since needs to be satisfied for all {n,m, §} pairs either

A2,n.m.5 7é0 or A3.n,m,s # 0. Hence, based on (74) and (75),
this means that NV, subcarriers are activated w1th Prax power.

To satisfy (68), KKT conditions are (76), and (82). If
A =0, can be rewritten as

OL (P, A1, A2, A3)  OCRLB(0)
af)n,m,é N 6Pn,m,§

*>\17

(83)
where sum of first three terms is negative since %‘3(9) 0
from (67) and A2 1m.5 A3n.m,s > 0. Then, for (83) to be
zero, a value can be found for A\, but only for one {n,m, §}

pair, and not for all. Therefore, \y # 0, and from (76),

- )\Q,n,m,§ - )\S,n,,m,g

CRLB(0) = 12, f(P), making 1) an equality. In this case,
OCRLB(0) (| af (P .
m( )\4) + )\4 maX&P” gy Al > O, m 72, and
. . . T)ﬁax 837{(:3 5 +A1
after some simplifying, A\y < 1— B0 Scracay |- Lhen,
max | 9Py 5 aPn,m,E
choosing A1 < 0 and |Aq] > ‘M‘, it can be rewritten
2 |_orm®
as A < 1— Mk e > 0. Since this needs
4 ) a7 (P) 7| HCRLB(A) .
max | Py 5 OPp m 5

to be satisfied for all {n,m, §} pairs, A; is chosen as |A\{| >
OCRLB(H) - OCRLB(H) HCRLB(0)
‘8P = max{’ P11 9P a1,y } and

Tymax  'max > Smax

subsequently the corresponding A4 can be calculated so that
the KKT condition in (72) is satisfied. All KKT conditions are
then satisfied, and the minimum CRLB(#) is given by .

ge ey
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