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Abstract

On the design and implementation of a hybrid numerical method for singu-

larly perturbed two—point boundary value problems
Takura T.A. Nyamayaro

MSc Thesis, Department of Mathematics and Applied Mathematics, University of the
Western Cape.

With the development of technology seen in the last few decades, numerous
solvers have been developed to provide adequate solutions to the problems that
model different aspects of science and engineering. Quite often, these solvers
are tailor-made for specific classes of problems. Therefore, more of such must
be developed to accompany the growing need for mathematical models that
help in the understanding of the contemporary world. This thesis treats two-
point boundary value singularly perturbed problems. The solution to this
type of problem undergoes steep changes in narrow regions (called boundary
or internal layer regions) thus rendering the classical numerical procedures in-
appropriate. To this end, robust numerical methods such as finite difference
methods, in particular fitted mesh and fitted operator methods have exten-
sively been used. While the former consists of transforming the continuous
problem into a discrete one on a non-uniform mesh, the latter involves a spe-
cial discretisation of the problem on a uniform mesh and are known to be more
accurate. Both classes of methods are suitably designed to accommodate the

rapid change(s) in the solution. Quite often, finite difference methods on piece-
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wise uniform meshes (of Shishkin-type) are adopted. However, methods based
on such non-uniform meshes, though layer-resolving, are not easily extendable
to higher dimensions. This work aims at investigating the possibility of cap-
italising on the advantages of both fitted mesh and fitted operator methods.

Theoretical results are confirmed by extensive numerical simulations.
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Chapter 1

General Introduction

1.1 Introduction

Singular perturbation problems (SPPs) have been a challenge to the research community
in science and engineering [6]. These problems arise in a number of disciplines of ap-
plied mathematics, for example, geophysical fluid dynamics, oceanic and atmospheric
circulation, optimal control, quantum mechanics, plasticity, chemical-reaction theory,
aerodynamics, meteorology, modelling of semiconductor devices, diffraction theory and
reaction-diffusion processes.

Singular perturbation problems are in general characterised by the highest derivative
of a scalar ODE being multiplied by a small parameter, ¢, known as the perturbation
parameter. There are several different types of SPPs, for the purpose of this research,
we consider linear singularly perturbed two point boundary value problems. The general

form of such problem is
—eu"(x) + a(z)u'(z) + b(z)u(z) = f(2), T € [xo, T gl (1.1)
with boundary conditions
u(xo) = up, u(xy) = uy, (1.2)

where a(z), b(x) and f(x) are sufficiently smooth functions and it is assumed that a unique

smooth solution of (1.1) exists. The parameter, €, is taken to be much smaller than «,
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the lower bound of the first derivative coefficient, that is, ¢ < a < a(z), else the problem
is not singularly perturbed.

The general solution of (1.1) is obtained by finding the roots of the associated poly-
nomial. If the coefficients in the differential equation depend on a parameter ¢, as is the
case with SPPs, then the roots of this polynomial do so as well.

Ordinarily, analysis of the behaviour of these roots is inadequate to generalize the

behaviour of the solution of the differential equation because of the following [51]:

1. A non-homogeneous term in the equation can give rise to a term in the general
solution whose behaviour depends only, in part , on the roots of the associated

polynomial.

2. As a consequence of imposing boundary conditions, the perturbation parameter, ¢,

may be present in the constants of the homogeneous terms in the general solution.

3. The set of independent variables under consideration may vary with respect to the

parameter €.

4. The solution of the differential equation will be a function of both ¢ and the inde-

pendent variable, say x.

It is well known that classical numerical methods are not appropriate for solving
singularly perturbed problems.The chief reason being that the solution profile of such
problems exhibits regions of fast variation which are commonly referred to as boundary
or interior layers. In these layer regions, the classical methods either fail to capture the
behaviour of the solution or are computationally expensive when they do.

For illustration purposes we consider the simple models of SPPs found in the book by
Miller et al. [40]. We begin by considering an Initial Value Problem (IVP) on the unit
interval 2 = (0, 1).

Example 1.1.1. (Convection-reaction problem)

Given the initial value problem
eu'(x) +u(z) =0, wu(0) = uy, (1.3)
where ug € R is some given constant and 0 < & < 1, find u. € C1(Q), for all x € Q.

2



The problem in Example 1.1.1 is elementary and can be solved explicitly to get
x
u(x) = ug exp (—g> : e > 0. (1.4)

If ¢ = 0, then the order of the equation (1.3) is reduced to a trivial equation v,(z) =0
for all € Q. The initial condition at = 0 cannot be imposed as a result of v,(z) = 0
being completely determined. The differential equation and the reduced equation have
the same solution if and only if uy = 0, otherwise their solutions differ. It therefore follows

that there exists a boundary layer near z = 0.
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Figure 1.1: Solution profile of Example 1.1.1 with € = 0.05.

Example 1.1.2. (Reaction—diffusion problem)

Given the equation
—eu"(x) + u(z) =0, (1.5)
and boundary conditions
u(0) =ug , u(l) = ui, (1.6)
where ug,u; € R are given constants and 0 < e < 1, find u € C*(Q), for all z € Q.
A linear combination of the exponential functions {exp(—z/\/c),exp(—(1 — z)/\/€)}
form the exact solution u. The reduced differential equation is of order zero and no bound-

ary conditions can be imposed on its exact solution, vy = 0. There will be a boundary

layer at x = 0 unless ug = 0, as well as at x = 1 unless u; = 0.
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Figure 1.2: Solution profile of Example 1.1.2 with ¢ = 0.005.

Example 1.1.3. (Convection—diffusion problem)

For a given equation

—eu(x) +u'(z) =0, (1.7)

and boundary conditions

w(0) = o, u(l) = uy, (1.8)
where ug,u; € R are given constants and 0 < & < 1, for all x € Q, find u € C*(Q).

A linear combination of the functions {1, exp(—(1 — z)/+/2)} form the exact solution

u. The reduced differential equation is of order one, therefore only one boundary condition

Figure 1.3: Solution profile of Example 1.1.3 with € = 0.005.



Table 1.1: General solution behaviour for problem (1.1) as given in [6].

a(z) #0, a(z) <0 boundary layer at x = zg

ro <z <z a(x) >0 boundary layer at z = z;

a(x) =0 b(x) >0 boundary layer at x = zy and x = z;
b(x) <0 rapidly oscillatory solution
b(x) changes sign | classic turning point

a'(x) #b(x), a(z*)=0,|d(z*) <0 no boundary layers,

o < a* <@y interior layer at x = x*
a(z*) >0 boundary layers at © = z and = = zy,

no interior layer at x = x*

can be imposed on its exact solution, vy = 0. There will be a boundary layer at x = 0
unless ug = 0, as well as at x = 1 unless u; = 0.
We summarize the general behavior we observed in the given examples in Table 1.1

as given by Ascher et al. in [5].

1.2 Models depicting singular perturbation problems

We list some models that feature singular perturbation problems.

1. Slow diffusion with heat production [52]:
We consider a one-dimensional bar described by the spatial variable = and length of
the bar L; the temperature of the bar is T'(z,t), and we assume slow heat diffusion.
The endpoints of the bar are kept at a constant temperature. Heat is produced in
the bar and also exchanged with its surroundings, so we have that T' = T'(x,t) is

governed by the equation and conditions
oT 0T

= = a3 — V@[T = s(@)] + g(x)

with boundary conditions
T0,t) =ty , T(L,t)=ty,

5



and initial temperature distribution

T(z,0) = Y(x).

The temperature of the neighbourhood of the bar is s(z); y(x) is the exchange
coefficient of the heat and (z) > d with d a positive constant so the bar is nowhere

isolated.

. Relaxation oscillations [44]:

Consider the problem of finding the periodic solutions of equations of the form

for small € when f(u',u) = 0 has no periodic solutions. Van der Pol (1927) was the
first to treat a problem of this kind in connection with explaining the relaxation
oscillations of an electronic circuit governed by the following equation which is

named after him [44],

1
' +u=au - gu'g). (1.9)
Rearranging (1.9), we get
1
u// il a(ul 7u/3) — u,
3
which leads to
u” p 1o u
o g =g
If v=1u"and z = u/a, we get
u! U3
—=v—-—=—uz,
o) 3

sd—v—v_l U—U—g—x
dv 3 '

. Non-premixed combustion [54]:
We consider the model for non—premixed combustion given by the differential equa-
tion

e — 2=t —1<t<l,

6



and

Where ¢ is a ratio of diffusive effects to the speed of reaction, and ¢ is a distance
coordinate, chosen so that t = 0 is the location of the flame, where the fuel and the
oxidizer meet each other and react. The functions z —t and z +t represent the mass

fractions of fuel and oxidizer, respectively.

. Motion of a sunflower [26]:

The movements of a sunflower can be given by the following model
ex”(t) + az'(t) + bsin(x(t —¢)) =0, >0, te[—¢0],

with 2/(0) prescribed. Here the function z(t) is the angle of the plant with the
vertical at time ¢, the time lag ¢ is geotropic reaction, and a and b are positive

parameters which can be obtained experimentally.

. The Van der Pol oscillator [44]:

We consider Van der Pol’s oscillator governed by the equation

d2u+ RHN1C 2)alu
az T C “ar

where wu is the position in space which is a function of the time ¢, and ¢ is a scalar
parameter showing the nonlinearity and the strength of the damping. When ¢ is

very small, the differential equation is a singular perturbation problem.

. Undamped linear spring mass system [26]:
Consider a system with a very resistant spring. Let the prescribed specific displace-

ment be at times ¢ = 0 and t = 1. Then one can obtain the two-point problem
ei+x=0, z(0)=0, z(1)=1,

where €2 (the ratio of the mass to the spring constant) is small. For nonexceptional
small positive values of € the exact solution oscillates rapidly, so no pointwise limit

exists as ¢ — 0.



7. Ground water flow and solute transport [25]:

Consider the following equation

) 02
SC(X.T) = D

C(X,T) —yaiXC(X, T)-AC(X,T), X >0, T >0, (1.10)

where T is the time, X is the horizontal distance taken to be zero at the soil
center and measured positive to the right of the soil center; C'(X,T') is the solute
concentration (mass of solute over volume of solute) at time 7T'; distance X; D is the
soil water diffusivity; v is the average velocity and A is the decay coefficient (1/time).

The contamination in groundwater can be calculated by means of equation (1.10).

The solute transport equation (1.10) represents the mathematical modeling for the
unknown concentration C'(X,T").We now scale this mathematical problem by select-
ing the characteristic values for the dependent and independent variables. Conse-

quently, we define dimensionless variables by

AX
t:)\T,]J:——,CZQ, (1.11)
1% Co

which lead to the following 3 results

0C = 2 ()
ar — ar

o1 (1.12)

and

0x° (1.13)



as well as

”C_ 0 (oC
0X2 90X \oX )’

0 A Oc
- ox (00;3_95) | (1.14)
A\ O%c dx
a2 dx’
A2 9%
€055
Substituting equations (1.12), (1.13) and (1.14) in Equation (1.10), we get

0 0? 0
ac(x,t) = eﬁc(x,t) - %c(:v,t) —c(z,t), x>0,t>0,

where e = AD/1? <« 1.

1.3 Some general techniques of solving singular per-
turbation problems

There are various methods available for solving SPPs. These methods can be categorised
under analytic methods and numerical methods. We give a brief discussion of both in

this section.

1.3.1 Numerical methods

There are several classes of numerical methods used to find numerical approximations to

the solutions of differential equations. Some of these classes are the
e Finite Difference Methods (FDMs),
e Finite Element Methods (FEMs),
e Finite Volume Methods (FVMs).

In this section, we consider the class of finite difference methods that are used to solve
singular perturbation problems. These are at times referred to as classical discretization
methods because they lay the foundation for most numerical schemes. We give the basic

steps of FDMs as given by Ascher et al. [6].
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1. We consider a grid

Dixg <21 <2<+ <2y, < Tpy1 = Ty (1.15)

2. Then we replace the derivatives in the ODE and boundary conditions with difference

quotients to form a system of algebraic equations.

3. We then obtain the approximation by solving the system of equations. This gives a

set of discrete solution values U; = U(x;), at each grid point z;.

These methods generally give solutions that converge to the exact solution as N — oo
when solving diffferential equations.

In the case of singularly perturbed differential equations, when the coefficient of the
highest derivative, ¢, is much smaller than the coefficient of the first derivative, or when
¢ < 1, the solution of the problem may have degrading smoothness [23]. That means
that as the value of ¢ approaches 0, the error in the approximation becomes greater
[55]. Therefore, for singularly perturbed problems it is desirable to construct numerical
methods for which the accuracy of the approximate solution does not depend on ¢, and
for which the size of the error depends only on the number of mesh points used [23], that
is, methods which converge uniformly with respect to the parameter ¢.

We define e— convergence as was done by Lins in [36] as follows

Definition 1.3.1. (Uniform Convergence)

Let u be the solution of a singularly perturbed problem and let U be a numerical approz-
imation of u obtained by a numerical method with N grid points. The numerical method
1s said to be uniformly convergent or robust with respect to the perturbation parameter ¢

in some norm || . || if there exists positive constants C' and Ny such that
lu—=Ul| < CN7P for N > Ny,

where the e—uniform error constant, C, is independent of the parameter £ and the
e—uniform rate of convergence, p, is also not dependent of €.
As far as finite difference methods are concerned, two approaches have ordinarilly been

used by numerical analysts to obtain e—uniform convergent methods for solving SPPs and

10



these are namely fitted operator finite difference methods and fitted mesh finite difference

methods.

Fitted Operator Finite Difference Methods (FOFDMs)

These methods are generally categorised into two groups. Exponentially fitted methods
constitute one group, while the other group commonly referred to as Non—Standard Fi-
nite Difference Methods. The latter group is constructed using a rule first introduced by
Mickens [38].The basic idea behind the FOFDMs is to replace the denominator functions
of the classical derivatives with positive functions derived in such a way that they cap-
ture some notable properties of the governing differential equation [8]. In other words,
FOFDMs involve replacing the standard finite difference operator by a different finite
difference operator which reflects the singular perturbation nature of the differential op-
erator. For linear problems, such operators may be obtained by choosing the coefficients
of the difference operator so that some or all the exponential functions in the null-space of
the differential operator, are also in the null space of the finite difference operator. Such
fitted operators have been developed by many authors and usually work with uniform
meshes. The implementation of these methods is not straightforward and they usually
introduce artificial diffusion. We note that these methods can be applied without a prior:

knowledge of the breadth and position of the boundary or interior layers.

Fitted Mesh Finite Difference Methods (FMFDMs)

FMFDMs involve the use of a mesh that is adapted to the singular perturbation. In this
group of numerical schemes, meshes are taken such that they are not uniform. There
are several approaches to adapting the meshes by way of redistribution of mesh points of
which the Bakhavalov and Shishkin meshes are examples.

We employ a basic Shishkin mesh to construct a piecewise-uniform mesh on the interval
(0, 1) as described in [40]. The mesh will be in such a way that the boundary layer regions
have more mesh points relative to outside these regions. Let us introduce a piecewise-
uniform mesh QY which will be generated as follows. Let a point A satisfy 0 < X\ < 1/2

and let N be an even number. We divide the interval [0,1] into two subintervals [0, A]

11



and [\, 1]

2\/N, j=0,1,...,N/2
2(1—\)/N, j=N/2+1,...,N.

l’j — Ij_l =

The position and definition of A\ can be adjusted to fit the particular problem that is
being solved ,i.e. A is adapted according to the position of the layer. We denote the mesh
constructed in this manner by Q and example of such a mesh is given in Figure 1.4,

where the transition parameter A is defined as A = min{1/2,eIn N'}. It should be noted

Figure 1.4: Piecewise uniform mesh Q3.

that for the case we have just constructed a mesh for, the boundary layer occurs near

x = 0. If the layer existed near z = 1 the mesh would look similar to one in Figure 1.5.

Figure 1.5: Shishkin mesh for a case with a boundary layer near x = 1.

A is still defined as before with

2(1—A)/N, j=0,1,...,N/2
2\/N, j=N/2+1,...,N.

Tj—Tj-1=

We note that in both cases if A = 1/2, then all the meshpoints are equidistants and the
mesh is uniform.

The third elementary case we anticipate is when there are layers near both = = 0 and
x = 1 boundaries in the domain . In this case the example interval (0,1) is divided
into 3 subintervals. A is still chosen satisfying 0 < A < 1/2 and there are two transition
points located at x = X and x = 1 — A. Intervals (0, A) and (1 — A, 1) are divided into N/4
equal subintervals and the interval (A, 1 — \) is divided into IN/2 subintervals. We define

12



A in this case as A = min{1/4, /eIn N}. The mesh length is given by

4)\/N, j:177N/47
zj—xj =19 2(1-2\)/N, j=N/4+1,...,3N/4,
A\/N,  =3N/4+1,...,N.

The grid generated is as illustrated in Figure 1.6. We note that in this case if A\ = 1/4,

Figure 1.6: Shishkin mesh for a case with boundary layers near x = 0 and = = 1.

then all the meshpoints are equidistants and the mesh is uniform.
Another widely used mesh in FMFDMs is the Bakhvalov mesh. We give the general

mesh generating function for these meshes as follows:

pﬁln((ﬁ%), x=0,...,08
o(r) =9 AB)FNB)x=8), z=48,...,1/2,
1— (1 —2), r=1/2,...,1,

where p and ¢ are constants, independent of €, such that, g € (0,1/2) and p € (0, ¢/\/e).
This mesh generating function is for a problem with two layers and it consists of three
parts: ¢, 2, and ¢3. The mesh points for the boundary layer regions near x = 0 and
x = 1 are generated by the functions ¢; and ¢3 respectively. Function ¢, generates the
mesh points outside the layer regions and it is a tangent lone to both ¢, and ¢3, and
$2(0.5) = 0.5

It should be remarked that the construction of FMFDMs requires a priori knowledge

of the width and position of the boundary or interior layers.

1.3.2 Analytic methods

In the section we briefly discuss another category of generally used methods called analytic
methods, specifically those that fall under the sub—group of asymptotic methods. We
consider two such methods, namely matched asymptotic expansions and the method of

multiple scales.
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The Method of Matched Asymptotic Expansions

The initial development of the method of matched asymptotic expansions is credited to
Prandtl (1905), who was concerned with the flow of a fluid past a solid body such as an
aeroplane wing [24].This method involves finding several different approximate solutions,
each valid over different sections of the domain. The different solutions are then matched

together and combined to give a single approximate solution that is universally valid.

The Method of Multiple Scales

In essence, this method introduces two scales, a fast and a slow one for the independent
variable, and then treats these variables as if they are independent. The secular terms
found in each stage can be suppressed by equating the arbitrary functions from one term
in the expansion with the next. Thus a single solution is obtained that is valid over the

complete domain that can easily be expanded with lower order terms where desired.

1.4 Literature review

The relationship between cause and effect has attracted significant research endeavour in
many fields. This becomes more interesting whenever a large effect is a result of a small
cause [17]. Such is the case with singular perturbation problems where solutions present
so—called layers as the perturbation parameter approaches zero.
Ascher in [5], considers singularly perturbed boundary value problems (BVPs) as given
by
ey = Alt,e)y + f(te), 0<t<1,

under boundary conditions

Bo(e)y(0,¢) + Bi(e)y(1,e) = B(e),

where the problem defining the reduced solution is singular. Families of symmetric dif-
ference schemes, which are equivalent to certain collocation schemes based on Gauss and
Lobatto points are used to obtain numerical approximations. They extend convergence

results, previously obtained for the "regular” singularly perturbed case. The grid selection
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procedure requires a small adjustment for the Lobatto schemes, while the Gauss schemes

are extended with no change.

In the paper by Clavero et al.[14], two compact monotone finite difference methods
to solve singularly perturbed problems of convection—diffusion type are constructed and
analyzed. They are defined as HODIE methods of order two and three, i.e., the coefficients
are determined by imposing that the local error be null on a polynomial space. For
arbitrary meshes, these methods are not adequate for singularly perturbed problems, but
using a Shishkin mesh it can be proven that the methods are uniformly convergent of

order two and three except for a logarithmic factor.

A centered difference or finite element discretization is applied to a singularly per-
turbed, one-dimensional boundary value problem in [35]. The discretization uses a piece-
wise equidistant mesh. It is proved that the pointwise error is (almost) of second order
with respect to the number of nodes, uniformly in the perturbation parameter. The proof

is based on a monotonicity argument.

A convection—diffusion two—point boundary value problem in conservative form was
considered by Kopteva and Stynes [31]. To solve it numerically they applied an upwind
conservative finite difference scheme. On an arbitrary mesh they prove bounds, which are
weighted by the small diffusion coefficient, on the errors in approximating the derivative
of the true solution by divided differences of the computed solution. On a slightly less
general mesh Kopteva and Stynes proved unweighted bounds on these errors where the

mesh is coarse. These bounds are then made more explicit for the particular cases of

Shishkin and Bakhvalov meshes.

Filiz et al. [19] propose an e—uniform finite difference method on an equidistant mesh
which requires no exact solution of a differential equation. They begin with a full-fitted
operator method reflecting the singular perturbation nature of the problem through a
local boundary value problem. However, to solve the local boundary value problem,
they employ an upwind method on a Shishkin mesh in local domain, instead of solving it
exactly. They further study the convergence properties of the numerical method proposed

and prove it nodally converges to the true solution for any ¢.

Kanth and Reddy [29] present a numerical method for solving a two point boundary
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value problem in the interval [0, 1] with regular singularity at x = 0. By employing the
Chebyshev economizition on [0,¢], where § is near the singularity, it is replaced by a
regular problem on some interval [0,1]. The stable central difference method is then
employed to solve the problem over the reduced interval.

In [49], Reddy and Chakravarthy present an exponentially fitted finite difference
method for solving singularly perturbed two-point boundary value problems with the
boundary layer at one end (left or right) point. A fitting factor is introduced in a tridi-
agonal finite difference scheme and is obtained from the theory of singular perturbations.
Thomas algorithm is used to solve the system. The stability of the algorithm is investi-
gated. Several linear and nonlinear problems are solved to demonstrate the applicability
of the method. It is observed that the present method approximates the exact solution
very well.

Wazwaz [53] presents an efficient numerical algorithm for approximate solutions of
higher—order boundary value problems with two-point boundary conditions. A modified
form of the Adomian decomposition method was implemented to construct the solutions.
The approach provides the solution in the form of a rapidly convergent series. Kumar [32]
presents a three-point finite difference method based on the uniform mesh for the same

class of BVPs, in the standard form:

() = f(x,y)

and

y(0)=A, y(1)=B, 0O0<a<l.

Here a € (0,1) and the constants A, B are finite. This particular method gives approxi-
mations that are O(h*)-convergent.

Bellew and O’Riordan [9] examined a coupled system of two singularly perturbed
convection—diffusion ordinary differential equations (ODEs). They constructed a numer-
ical method for the system which involves an appropriate piecewise Shishkin mesh. The
numerical approximations converge to the continuous solutions uniformly with respect to
the singular perturbation parameters.

Cakir and Amiraliyev [11], presented a finite difference method for numerical solutions
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of singularly perturbed boundary value problems for the second order ODE with nonlocal
boundary conditions. By the method of integral identities with the use of exponential basis
functions and interpolating quadrature rules with the weight and remainder term in the
integral form an exponentially fitted difference scheme on a uniform mesh is developed
which is shown to be original e—uniform first order accurate in the discrete maximum
norm for original problem. Amiraliyev [1] was concerned with the numerical solution for
singular perturbation system of two coupled ordinary differential equations with first and

second orders and with initial and boundary conditions, respectively.

Kadalbajoo et al. [28] constructed and analysed a FOFDM which is first order e—
uniformly convergent. With the aim of having just one function evaluation at each step,
attempts were made to derive a higher order method via Shishkin mesh to which we refer
as the FMFDM. This FMFDM is a direct method and e—uniformly convergent with the
nodal error as O(n~21n*(n)) which is an improvement over the existing direct methods
(i.e. those which do not use any acceleration of convergence techniques, e.g Richardson’s
extrapolation or defect correction, etc) for such problems on a mesh of Shishkin type that

lead the error as O(n~!1In(n)) where n denotes the total number of subintervals of [0,1].

Lubuma and Patidar [37] constructed and analysed non-standard finite difference
methods for a class of singularly perturbed differential equations. The class consists
of two types of problems: (i) those having solutions with layer behaviour and (ii) those
having solutions with oscillatory behaviour. Since no fitted mesh method can be designed
for the latter type of problems, other special treatment is necessary, which is one of the
aims they attained. The main idea behind the construction of their method is motivated
by the modelling rules for non—standard finite difference methods, developed by Mickens.
These rules allow one to incorporate the essential physical properties of the differential
equations in the numerical schemes so that they provide reliable numerical results. Note
that the usual ways of constructing the fitted operator methods need the fitting factor to
be incorporated in the standard finite difference scheme and then it is derived by requiring
that the scheme be uniformly convergent. The method that they present is fairly simple

as compared to the other approaches.

Munyakazi and Patidar [42] investigated the Richardson extrapolation as a convergence
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acceleration techniques on methods developed by Lubuma and Patidar [37] and Patidar
[45], referred to as FOFDM-II and FOFDM-1. The FOFDM-I is fourth and second order
accurate for moderate and smaller values of €, respectively. Unfortunately, Richardson
extrapolation does not improve the order of this method. The FOFDM-II is second
order uniformly convergent and they show that its order can be improved up to four
by using Richardson extrapolation. They conclude in their article that the Richardson

extrapolation technique do not perform equally well on all type of methods.

Choo and Schultz [13] developed stable high—order methods, namely the stabilized
central difference methods (SCD methods) for solving linear two-point boundary value
problems with small coefficients for the second order terms. They developed, in partic-
ular, second—, fourth— and sixth-order methods. The methods are proved to be stable
and accurate. We have tested these methods for the one-dimensional convection-diffusion
equation including problems with and without boundary layers. The results stayed accu-
rate and stable for all values of € tested, from 1 to 107%. These methods are significant
in the sense that they stabilize the central difference method while improving its accu-
racy. The authors also prove that the SCD methods are unconditionally stable in the
case where both the coefficients of the differential equation are constants. Furthermore,
the formulation of these methods is simple and they are applicable to other two-point

boundary value problems with either Dirichlet or Neumann boundary conditions.

Richardson extrapolation is also investigated by Natividad and Stynes [43]. The au-
thors consider a convection—diffusion two—point boundary value problem on a piecewise—
uniform Shishkin mesh, and show that when simple upwinding is used, a version of
Richardson extrapolation improves the accuracy of the computed solution (measured in
the discrete L norm) from O(N~'In N) to O(N~21In? N), where N + 1 mesh points are

used.

Kumar et al. [33] developed a scheme in which the original problem is partitioned into
inner and outer solutions of differential equations. The method is distinguished by the
following fact: the inner region problem is solved as a two—point boundary layer correction
problem and the outer region problem of the differential equation is solved as initial-value

problem with initial condition at end point.
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In 2010, Rao and Kumar [47] presented a high order parameter-robust finite difference

method for singularly perturbed reaction—diffusion problem:
Ly(z) := —eu’(x) + b(z)u(z) = f(z) = €(0,1),

with boundary conditions

where 0 < ¢ < 1 is a small parameter, f,b € C*(Q) with b(z) > 8 > 0, 2 € Q for some
positive 5. The problem is discretized using a suitable combination of fourth order com-
pact difference scheme and central difference scheme on generalized Shishkin mesh. The
convergence analysis is given and the method is proved to be almost fourth order uniformly
convergent in maximum norm with respect to singular perturbation parameter e.

In their work, Clavero and Gracia [16] were interested in the numerical approxima-
tion of one-dimension parabolic singularly perturbed problems of reaction-diffusion type.
To approximate the multi—scale solution of this problem they used a numerical scheme
combining the classical backward Euler method and central differencing. The scheme is
defined on some special meshes which are the tensor product of a uniform mesh in time
and a special mesh in space, condensing the mesh points in the boundary layer regions.
In this paper three different meshes of Shishkin, Bahkvalov and Vulanovic type are used,
proving the uniform convergence with respect to the diffusion parameter. The analysis of
the uniform convergence is based on a study of the asymptotic behaviour of the solution
of the semi—discrete problems, which are obtained after the time discretization by the
Euler method.

In [2],the authors deal with the singularly perturbed boundary value problem for a lin-
ear second—order delay differential equation. For the numerical solution of this problem,
they use an exponentially fitted difference scheme on a uniform mesh which is accom-
plished by the method of integral identities with the use of exponential basis functions
and interpolating quadrature rules with weight and remainder term in integral form. It is
shown that one gets first order convergence in the discrete maximum norm, independently
of the perturbation parameter.

Kadalbajoo and Patidar [34], a numerical study is made for solving a class of time—
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dependent singularly perturbed convection—diffusion problems with retarded terms which
often arise in computational neuroscience. A Taylor’s series expansion was employed to
approximate the retarded terms and the resulting time—dependent SPP is approximated
using parameter—uniform numerical methods comprised of a standard implicit finite differ-
ence scheme to discretize in the temporal direction on a uniform mesh by means of Rothes
method and a B—spline collocation method in the spatial direction on a piecewise—uniform
mesh of Shishkin type. The method is shown to be accurate of order O(M '+ N~21n* N),
where M and N are the number of mesh points used in the temporal direction and in the
spatial direction respectively.

Bashier and Patidar [8] design a robust fitted operator finite difference method for the
numerical solution of a singularly perturbed delay parabolic partial differential equation.
Their method is unconditionally stable and is convergent with order O(k + h?), where k
is the time stepsize and h is the space step—size, which is better than the one obtained
by Ansari et al [4] where a fitted mesh finite difference method was used. Their method
was of the order O(N, ' + N2 In?N,) , where N, and N, denote the total number of
sub-intervals in the time and space directions. Rao and Kumar in 2011 [48], considered a

system of M (> 2) coupled singularly perturbed equations of reaction—diffusion type.
Lu(z) .= —Fu"(x) + Au(x) = f(x), z e (0,1)

and boundary condtions

uw(0) = a1, u(l) = as,

where E = diag(e,...,¢) is a diagonal matrix with 0 < e < 1,f = (f1,..., fu). A
high order Schwarz domain decomposition method was developed to solve the system
numerically. The method splits the original domain into three overlapping subdomains.
On two boundary layer subdomains they use a compact fourth order difference scheme on
a uniform mesh while on the interior subdomain they use a hybrid scheme on a uniform
mesh. They prove that the method is almost fourth order e—uniformly convergent. Fur-
thermore, they prove that when ¢ is small, one iteration is sufficient to get almost fourth
order e—uniform convergence.

A comparison of classical methods for singular perturbation problems, such as El-
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Mistikawy and Werle scheme and its modifications, to exponential spline collocation
schemes is done by Kavéic et al. [30]. They discuss subtle differences that exist in apply-
ing this method to one dimensional reaction—diffusion problems and advection—diffusion
problems. For pure advection—diffusion problems, exponential tension spline collocation
is less capable of capturing only one boundary layer, which happens when no reaction
term is present. Thus an already existing collocation scheme in which the approximate
solution is a projection to the space piecewisely spanned by {1, x,exp(+pz)} is inferior
to the generalization of El-Mistikawy and Werle method proposed by Ramos. The rem-
edy to this situation is obtained by considering projections to spaces locally spanned by
{1, 2, 2% exp(px)}, where p > 0 is a tension parameter. Next, they exploit a unique fea-
ture of collocation methods, that is, the existence of special collocation points which yield

better global convergence rates and double the convergence order at the knots.

Amodio and Settanni [3] developed a method based on high order finite differences, in
particular on the generalized upwind method. Within its simplicity, it uses order variation
and continuation for solving any difficult nonlinear scalar problem. Several numerical tests
on linear and nonlinear problems are considered. The best performances are reported on
problems with perturbation parameters near the machine precision, where most of the

existing for two—point BVPs fail.

Rao and Chakravarthy, in their paper [46], present a finite difference method for
singularly perturbed linear second order differential-difference equations of convection—
diffusion type with a small shift, i.e., where the second order derivative is multiplied
by a small parameter and the shift depends on the small parameter. Similar boundary
value problems are associated with expected first—exit times of the membrane potential
in models of neurons. Here, the study focuses on the effect of shift on the boundary layer

behaviour or oscillatory behaviour of the solution via finite difference approach.

In [56], a singularly perturbed semi-linear boundary value problem with two param-
eters is considered. The problem is solved using exponential spline on a Shishkin mesh.
The convergence analysis is derived and the method is convergent independently of the

perturbation parameters.

The objective of [22] was to present a numerical method for solving singularly per-
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turbed turning point problems exhibiting an interior layer. The method is based on the
asymptotic expansion technique and the reproducing kernel method (RKM). The original
problem is reduced to interior layer and regular domain problems. The regular domain
problems are solved by using the asymptotic expansion method. The interior layer prob-
lem is treated by the method of stretching variable and the RKM.

Brohmer et al. [10] give an introductory survey of the defect correction approach. They
motivate this approach from its basic idea, that is, for a given mathematical problem and

a given approximate solution,
e define the defect as a quantity which indicates how well the problem has been solved,

e use this information in a simplified version of the problem to obtain an appropriate

correction quantity,

e apply this correction to the approximate solution to obtain a new improved approx-

imate solution.
e repeat above steps until desired accuracy is obtained.

Cawood et al. [12] present a posteriori error estimates for a defect correction method for
approximating solutions of convection—diffusion problems. The algorithms and estimators
include the possibility of using in the discretization a nonlinear selection mechanism, which
they find, improves solution quality in and near layers. Energy norm and Ly a posteriori
error estimates are proven for the full algorithm.

Another defect correction method based on finite difference schemes was considered for
a singularly perturbed boundary value problem on a Shishkin mesh by Frohner and Roos
[21]. The method combines the stability of the upwind difference scheme and the higher-
order convergence of the central difference scheme. The almost second—order convergence
of the scheme with respect to the discrete maximum norm, uniformly in the perturbation
parameter £, was proved. Numerical experiments support the theoretical results.

In [7], the well-known method of Iterated Defect Correction (IDeC) based on the fol-
lowing idea: Compute a simple, basic approximation and form its defect with respect to

the given ordinary differential equation via a piecewise interpolant. This defect is used
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todefine an auxiliary, neighbouring problem whose exact solution is known. Solving the
neighboring problem with the basic discretization scheme yields a global error estimate.
This can be used to construct an improved approximation, and the procedure can be
iterated. The fixed point of such an iterative process corresponds to a certain collocation
solution. Auzinger et al. present a variety of modifications to this algorithm. These
modifications are based on techniques like defect quadrature (IQDeC), defect interpo-
lation (IPDeC), and combinations thereof. They investigate the convergence on locally
equidistant and nonequidistant grids and show how superconvergent approximations can

be obtained. Numerical examples illustrate our considerations.

1.5 OQOutline of the thesis

The rest of the thesis is organised as follows. In Chapter 2 we consider the fitted op-
erator finite difference methods (FOFDMs) and the fitted mesh finite difference meth-
ods (FMFDMs) to solve reaction—diffusion problems. These methods are presented and
analysed for convergence. Furthermore, the methods are numerically tested and a brief
discussion thereof is presented at the end of the chapter.

Acceleration techniques are introduced and briefly discussed in Chapter 3. Our focus
in this chapter is the indirect higher order method known as the defect correction method
which consists of the combination of a lower order upwind method with a high order
unstable method resulting in a high order and stable method. This method is implemented
for the solution of convection-diffusion problems.

Chapter 4 is devoted to the development a new finite difference method to solve two-
point boundary value convection—diffusion problems. This method seeks to combine the
advantage of accuracy of FOFDMs and the layer—resolving property of FMFDMs. The
error analysis of this hybrid method is presented as well as test examples to confirm the
theoretical findings.

Finally, in Chapter 5 we provide some concluding remarks of our research and the

scope for future work.
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Chapter 2

Fitted Operator Vs Fitted Mesh
Finite Difference Methods

In the previous chapter, we introduced singular perturbation problems as well as the
challenges associated with solving them numerically. We also briefly discussed some of
the methods which give e—uniform approximations when solving these problems. In this
chapter, we discuss in further detail some of those methods, namely, the Fitted Operator

Finite Difference Method and the Fitted Mesh Finite Difference Method.

2.1 Introduction

In the development of e—uniform methods for solving SPPs, two approaches have generally
been broadly used as far as finite difference methods are concerned. These approaches
are namely the Fitted Operator Finite Difference Method, here and after, refered to
as FOFDM, and a Fitted Mesh Finite Difference Method, here and after, refered to as
FMFDM. In this chapter we compare their perfomance against each other.

The notation u; := u(z;) is adopted for the set of meshpoints {z;}’ € [0,1] and for
numerical approximations, capital letters are used with U(z;) ~ u(z;) or U; ~ u;. We
also use C' to denote a generic positive constant that is independent of both N and the

perturbation parameter e.
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2.2 Fitted Mesh Finite Difference Method for reac-
tion diffusion problems

The fitted or adapted mesh finite difference methods require a prior: knowledge of the
width and the location of the regions where the solution displays fast variation. This
knowledge is then used to generate an appropriate mesh hence the methods are called
fitted or adapted mesh finite difference methods.

We consider the general reaction-diffusion problem given by
—eu"(z) + b(z)u(z) = f(z), x€]|0,1], (2.1)
with boundary conditions
u(0) = uo, u(l) = uy. (2.2)

where b(x) and f(x) are sufficiently smooth functions and moreover the coefficient function
is assumed to satisfy

b(z) > 8 >0, for all z € (0,1).

The differential operator for this problem is given by

d
L.=—e—+0,
de+

and it satisfies the following maximum principle for boundary value problems (BVPs),

Maximum Principle. ([40])
Assume that a function (x) satisfies ¥(0) > 0 and (1) > 0. Then L.p(x) > 0, for all
x € Q, implies that (z) > 0, for all x € Q.

Proof. Let x* be such that ¥ (z*) = ming 1(z) and suppose that 1 (z*) < 0. Evidently
x* ¢ {0,1}. It follows from elementary calculus that ¢’(z*) = 0 and ¢"(z*) > 0. Conse-

quently,
Lep(z7) = —e”(2%) + b'(27),
<0,

which is false. Therefore it follows that 1 (z*) > 0 and that ¢ (z) >0, for all z € Q. [
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The following lemma gives a bound on the solution of (2.1).

Lemma 2.2.1. ([40])
Let Q be the interval [0,1] and u. € C*(Q) be solutions to the problem in (2.1). Then, for
0 <k <4, the following bounds hold

[u®]| < C(1+e7*/2).
Proof. We handle first the case when & = 0. Consider the functions
:t ].
() = E\If\l + max{|ug|, |u1|} £ u().

When z = 0 we have

S W~ ™l

¥*(0) = = |If1] + maxffuol, ful} £ u(0),

> ZIfIls - since max{uol, [ur[} > u(0),

v

When x = 1, the proof is analogous to the case when ' = 0. Now
L™ (x) = —e(¢™(2))" + bip(x),
= Feu(z) + %HfH +bmax{fuol, [ur[} £ u(z),
= £f(a) + 171+ bmax{fua, [},
> bl ool furl} . since 17 = f(a),

> 0.

Applying the maximum principle, it follows that ¢*(x) > 0, and therefore
1 _
lu(z)| < =||f|] + max{|ugl|, |u1|}, for all z € Q.

We now handle the case when k£ = 1. Let x € {2 and construct an associated neigh-

bourhood N, = (¢,q + v/¢), such that z € N, and N, C €. Then, it follows from the
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Mean Value Theorem, for some a € N,,

\/E )
u(g +ve) —u(q)l,

This can be re-written as

[u/(a)] < 2672 Jul| < Ce™ 2 Jull.

Now
(2) = Wa) + o' (x) — o (a),
— o)+ [ ufw)d
— @)+ [ (oule) ~ i
Hence

/| < Ce™1/2,

The bounds on v and «’ and the differential equation are then used to obtain the bounds

on [u®| for k = 2,3, 4. O

N

The difference operator, L.,

approximating the differential operator, L., for the
reaction—diffusion problem is

LY = -8 + by, (2.3)
and it satisfies the the following

Discrete Maximum Principle. ([40])
Assume that the mesh function V; satisfies ¥y > 0 and ¥y > 0.Then Lév\lfj > 0, for all
1<j <N -1, implies that ¥; > 0, for all0 < 7 < N.
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Proof. Let k be such that ), = min; ¥; and suppose that ¥ < 0. Evidently, & ¢ {0, N},
U, < Wy and ¥; < Wy q. If Ay, = (higr + hy)/2, it follows that

LYW, = —e6%Uy, + by Uy,
Ui — 20 + Wiy
€ 2
s
(Vi1 — Vi) + (Vg1 — W)
K

+ by Wy,

+ bk\I]kH

<0,
which is a contradiction. It follows that W) > 0, and thus that ¥; > 0, for all j,
0<j3<N. O

Lemma 2.2.2. ([40])

If ®; is any mesh function such that &9 = ®n = 0. Then
1
<= Ao <j<N.
%51 < 5 | ax HBe®ls. 0<j< N
Proof. We introduce two mesh functions

1
UF =~ max |[LYNO,;|+ o,
J Bai Nl 1€

with q)j Z cbj—l—l and q)z Z (I)j—1~ Thus,

1
+ _ - Neg .
U=(0) = 51&%1@5 D;] + @(0),

1 2

= E 1;}2\);(_1‘ — 8(5 (I)j =+ qu)j| :l: (I)(O),
1 2

2 B1g1jng%<—1| — 079y,

> 0.

It is easy to show analogously that W*(1) > 0.
Let M = (1/8) maxi<j<ny—1 | LY ®,|, then
LNUE = —e6*(M £ ®;) + b;(M + ;),
= LM+ LYo,
=bM + LY,
> 0.

It then follows from the discrete maximum principle that \If;IE > 0. O]
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This e—uniform stability result for the difference operator LY is a prompt upshot of
the discrete maximum principle. In [27] the remark is made that Lemma 2.2 implies that
the solution is unique and since the problem under consideration is linear, the existence
of the solution is implied by its uniqueness. Further, the boundedness of the solution is
implied by Lemma 2.2.2.

In literature, the Shishkin-type meshes are considered to be simpler than, say, Bakhvalov-
type meshes when comparing piecewise uniform meshes. Therefore, because of this reason,
we use a Shishkin-type mesh for the FMFDM that we are going to develop to solve linear
reaction diffusion problems. It is well known that such problems given by (2.1) have layers

at both boundaries, hence we utilise the following mesh generating function, QY = {x; }{y,

such that
%7 j:]‘?"'?%
_ -\ .
hj = 2(1N), ]2%4—1,...,%
%7 j:%—i_]‘?"'?N?

where h; = ;41 — x;, N is the number of subintervals and A is defined as

1
/\:min{Z,Q\/glnN}.

We develop the scheme by taking the Taylor series expansion for U, about x;, we get

h2 h3 hi
~ 3 4
Ue(wj) = Uy = hiUj + S Uf = B—J!U< ) +4—J!U( T (2.4)
and
/ h?-&-l 1" hJS'-H (3) h?-&-l (4)

We obtain the first order first derivative approximations re-arranging (2.4) and (2.5),

which gives us

_Ui—Ujia and DU, — Ujr1 — Uj
h.:

DU,
’ J hj+1

: (2.6)

where h; = x; — x;_1, D”U; and DTU; are commonly referred to as first order forward
and backward difference approximation for the first derivative, respectively.
Adding (2.4) and (2.5) and rearranging gives the second order second difference ap-

proximation:
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) 2 Ui — U, U, —U,_
U, =——- (DU, — D U;) = ( i St Rt M 1) . 2.7
T byt by (D70, 2 hj+hjpa \ hin h; &1

Using equations (2.1),(2.2) and (2.7), and simplifying produces a tridiagonal system

of equations that can be represented in matrix notation as
AU = F, (2.8)

where A is the matrix of the system and U and F' are corresponding vectors. The various

entries of this matrix and the components of the RHS vector are given by

\

(supdiag(A)); =17, j =1,2,...,N —2,
(maindiag(A)); =175, j =12,...,N—1,
(subdiag(A)); =15, j =2,3,...,N—1, (2.9)
F =, jo=1,2... N1,
B =1 vy U,
Fni = fya —T]J\r;,lUN, J
where
T = TR
r = agrky{ky 4k PEb;, (2.10)
I V(e yenk

Elementary algebra gives the approximate solutions U; as a vector in the above set of

matrices. We refer, here on, to this numerical scheme as FMFDM.

2.3 Fitted Operator Finite Difference Method for re-
action diffusion problems

We now look at the second broadly utilised approach which involves replacing the standard
finite difference operator by a fitted finite difference operator which reflects the singularly
perturbed nature of the differential operator. Such schemes are, by and large, mentioned
as fitted operator finite difference methods [40]. We note that there are two categories of

these methods, exponentially fitted methods and Non-Standard Finite Difference Methods
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developed using rules introduced by Mickens in [38]. The latter methods are the focus
of this section, specifically the FOFDM constructed by Lubuma and Patidar [39] using
these rules.

The denominator function for the FOFDM from [39] is as follows

. = — sinh 2.11
o= 2 sinn (“5"). (2.11)

with p; = p(x;) = \/bj/c and b; = b(z;) the coefficients of u;. The scheme is basically
developed by replacing the mesh parameter h; in the second derivative approximation
with the denominator function ¢; leading to §2U; in (2.7) being defined by

Ujr =205 + Ui

53U; =
avl 90?

(2.12)

Fitted operator finite difference methods are ordinarily implemented on equidistant grid-

points. We define the fitted difference operator of this scheme as
Ly = —€63+ bj. (2.13)

Analogous to the construction of the two FMEDMs we considered, the construction of
the FOFDM scheme is completed by the use of equations (2.6) and (2.12), and simplifying

produces a system of equations that can be represented in matrix notation as BU = f

with
(supdiag(B)); =rf, j =1,2... N—2 |
(maindiag(B)); = 7%, j =12,...,N—1,
(subdiag(B)); =r;, j =2,3,...,N—1, > (2.14)
fi =Fj, Jg =1L2...,N—1,
Ji =k —r U,
fv-1 =Fn_1—ry_Un, )
where
rj :—f?,
=25+, (2.15)
r; :—f?.



Theorem 2.3.1. Assume that b(x) and f(x) are sufficiently smooth so that u(x) €
C*0,1]. Then the FOFDM is second-order e—uniformly convergent in the sense that the

numerical solution U of the problem satisfies the error estimate

max |u(z;) — U(z;)| < CR?.

1<j<N-1

2.4 Numerical simulations

We employ the maximum norm for the measurement of the error as our main objective is
to investigate the behaviour of the error in the very small realms in which the boundary
or interior layers occur. Norms such as the root mean square, may fail to capture the
behaviour of the error in layer regions as rapid changes in the solution may smooth out
because by definition they use error averages across the domain. Other examples showing
why other norms are not best suited for our objective are given in the book by J. Miller

et al.][40]. Maximum errors at all the mesh points are evaluated using the formula:

ene 5| max Ju(z;) - U(2;)] (2.16)

for different values of N. The numerical rates of convergence are computed using the

formula:

Pre = log, (eN—k) . k=12 (2.17)

€2N}, e

The e—uniform maximum errors are calculated using

Ey := max ey, (2.18)

0<e<1

with the corresponding e—uniform rates of convergence obtained using

E
reo=logy [ =22E ), k=1,2,... (2.19)
EbA%

The following linear reaction—diffusion problem considered by Amodio et al in [3], is con-
sidered for the comparison of the FMFDM and FOFDM. The test problem is considered
over the interval 2 = (—1,1).

Example 2.4.1. ([3])

eu —u = —(er® + 1) cos(mx),
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eps=1 esp=0.1 — s =001 esp=0.001

Figure 2.1: Solution profile of Example (2.4.1) for e € {1,107%,1072,1073}.

with boundary conditions

u(—1) = u(1) = exp(-2/V).

The exact solution is given by

u(z) = cos(rz) + exp (x—;) +exp (-”’”\E) |

3]

The problem in Example 2.4.1 has layers of width O(/¢) near x = —1 and « = 1. Its

profile for different values of ¢ is given in Figure 2.1. Tables 2.1 and 2.2 show that for both

methods the maximum error values are bounded as € becomes very small. However, the

FOFDM gives better results than the FMFDM regardless of how small € gets. Tables 2.3

and 2.4 give the rates for convergence for FMFDM and FOFDM. FMFDM is e—uniformly

convergent of almost 2 and FOFDM is e—uniformly convergent of exactly 2 for ¢ < 1.
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Table 2.1: Maximum errors obtained for Example 2.4.1 using the FMFDM.

€ N =20 N=40 N=8 N=160 N =320 N =640 N =1280 N = 2560

1 6.65E-02 1.71E-02 4.29E-03 1.07E-03 2.69E-04 6.72E-05 1.68E-05 4.20E-06
107! | 4.59E-02 1.19E-02 3.00E-03 7.49E-04 1.87E-04 4.69E-05 1.17E-05 2.93E-06
1072 | 1.89E-01 9.36E-02 3.97E-02 7.58E-04 1.90E-04 4.74E-05 1.19E-05 2.97E-06
1072 | 2.24E-01 1.06E-01 5.99E-02 4.40E-02 3.88E-02 3.71E-02 3.63E-02  3.55E-02
107" | 1.94E-01 7.05E-02 2.65E-02 1.21E-02 7.73E-03 6.56E-03 6.44E-03  6.67E-03
107° | 1.80Ee-01 5.62E-02 1.52E-02 3.69E-03 1.83E-03 8.53E-04 4.93E-04 6.18E-04
107¢ | 1.76E-01 5.13E-02 1.21E-02 3.81E-03 2.38E-03 1.30E-03 6.63E-04 3.15E-04
1077 | 1.74E-01  4.97E-02 1.22E-02 4.08E-03 2.54E-03 1.39E-03 7.26E-04 3.69E-04
107% | 1.73E-01 4.92E-02 1.22E-02 4.17E-03 2.59E-03 1.42E-03 7.42E-04 3.79E-04
107° | 1.73E-01 4.91E-02 1.22E-02 4.19E-03 2.60E-03 1.43E-03 7.47E-04 3.81E-04
10710 | 1.73E-01 4.90E-02 1.22E-02 4.20E-03 2.61E-03 1.43E-03 T7.48E-04 3.82E-04

Table 2.2: Maximum errors obtained for Example 2.4.1 using the FOFDM.

€ N=20 N=40 N=80 N=160 N =320 N =640 N =1280 N = 2560

1 6.55E-02 1.68E-02 4.23E-03 1.06E-03 2.65E-04 6.62E-05 1.66E-05 4.14E-06
107! | 4.29E-02 1.10E-02 2.78E-03 6.96E-04 1.74E-04 4.36E-05 1.09E-05 2.72E-06
1072 | 3.95E-02 1.02E-02 2.56E-03 6.42E-04 1.61E-04 4.016E-05 1.00E-05 2.51E-06
1072 | 4.18E-02 1.04E-02 2.58E-03 6.43E-04 1.61E-04 4.016E-05 1.00E-05 2.51E-06
107* | 4.58E-02 1.14E-02 2.69E-03 6.52E-04 1.61E-04 4.02E-05 1.00E-05 2.51E-06
107° | 4.66E-02 1.21E-02 2.98E-03 7.03E-04 1.66E-04 4.05E-05 1.01E-05 2.51E-06
107¢ | 4.67E-02 1.22E-02 3.06E-03 7.61E-04 1.84E-04 4.30E-05 1.03E-05 2.52E-06
1077 | 4.67E-02 1.22E-02 3.07E-03 7.70E-04 1.92E-04 4.72E-05 1.12E-05 2.63E-06
1078 | 4.67E-02 1.22E-02 3.07E-03 7.70E-04 1.92E-04 4.81E-05 1.20E-05 2.92E-06
107° | 4.67E-02 1.22E-02 3.07E-03 7.70E-04 1.93E-04 4.82E-05 1.20E-05 3.00E-06
10710 | 4.67E-02 1.22E-02 3.07E-03 7.70E-04 1.93E-04 4.82E-05 1.21E-05 3.01E-06

2.5 Discussion

Broad analysis, has been done in literature, of parameter uniform numerical methods
for singularly perturbed reaction diffusion problems using fitted meshes of Bakhvalov or
Shishkin—type. It now well established that using the pointwise maximum norm, second

order (or almost second order in the case of the simpler Shishkin meshes) parameter
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Table 2.3: Rates of convergence obtained for Example 2.4.1 using the FOFDM.

g T1 9 r3 T4 Ts Te

1 1.96 1.99 2.00 2.00 2.00 2.00
1071 1 1.96 1.99 2.00 2.00 2.00 2.00
1072 | 1.96 1.99 2.00 2.00 2.00 2.00
1073 | 2.01 2.01 2.00 2.00 2.00 2.00
107* | 2.01 2.08 2.05 2.01 2.00 2.00
107° | 1.95 2.02 2.08 2.08 2.03 201
1075 | 1.94 1.99 2.01 2.05 210 2.07
1077 ] 1.94 1.99 2.00 2.00 2.02 2.07
1078 | 1.94 1.98 2.00 2.00 2.00 2.01
1072 1 1.94 1.98 2.00 2.00 2.00 2.00
107101 1.94 1.98 2.00 2.00 2.00 2.00

Table 2.4: Rates of convergence obtained for Example 2.4.1 using the FMFDM.

€ &1 T2 3 T4 75 Te

1 1.96 1.99 200 2.00 2.00 2.00
1071 | 1.95 1.99 2.00 2.00 2.00 2.00
1072 | 1.94 1.98 2.00 2.00 2.00 2.00
1073 1093 0.76 0.57 0.48 0.56 0.93
107 ] 1.09 096 0.79 0.57 0.32 0.13
107° | 1.47 128 1.15 0.99 0.79 0.52
1075 | 1.71 150 1.46 1.34 1.16 0.97
1077 | .79 1.60 1.65 1.62 1.50 1.31
1078 | 1.80 1.65 1.73 1.77 1.74 1.63
107 | 1.80 1.67 1.75 1.82 1.85 1.82
1071 1.80 1.68 1.76 1.84 1.89 1.91

uniform convergence can be globally achieved. It is often assumed that the coefficient
of the reactive term is strictly positive, i.e. b; > 0 throughout the domain [18]. The
numerical results obtained for the FMFDM conform to what we have seen in literature.

Similarly with the results of the FOFDM as fitted operator finite difference methods
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generally achieve order 2 convergence.

In the next chapter, we introduce methods of improving the accuracy as well as the
rate of convergence of numerical approximations. These methods are generally known as
convergence acceleration techniques and we pay particular attention to defect correction

methods.
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Chapter 3

Defect Correction Methods on
Shishkin Meshes

In the previous chapter, we compared two e—uniform methods, namely, the fitted op-
erator finite difference method and the fitted mesh finite difference method for solving
reaction-diffusion singular perturbation problems. In this chapter, we discuss convergence

acceleration techniques with particular focus on defect correction methods.

3.1 Introduction

Accuracy and rate of convergence of a system may be improved by direct higher order
methods or by indirect higher order methods. Direct higher order methods are con-
structed directly using, for example, the Taylor series expansions. This is the idea used
by Kadalbajoo and Patidar in [28]. Indirect higher order methods include schemes such
as the extrapolation methods and defect corrections. The general idea of these methods
is to use an easily implemented low-order method and apply some postprocessing tech-
nique to the computed solution to improve its accuracy. For extrapolation methods such
as the Richardson extrapolation, an initial approximation is found using a coarse mesh
with spacing h, then an improved approximation is found using a finer mesh with half
the mesh spacing of the coarse mesh,that is, h/2. The improved approximations are then

extrapolated on to the coarse mesh, with a linear combination of the two approximations
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then providing the higher order numerical solutions.

Defect correction methods are also indirect higher order methods. They allow low
order stabilized methods to combine with higher—order methods that are less stable such
as central differences, resulting in a higher—order method with the advantage that only
well-conditioned discrete problems have to be solved [20].

We consider this well known method for improving accuracy of finite difference schemes
and utilize ideas introduced by Frohner et al. in [20] and most of the analysis in this
chapter is based on that paper.

We consider the singularly perturbed linear convection—diffusion problem
Lu:= —eu” — (a(z)u) + b(z)u = f(x), u(0) = u(1) =0, for x € (0,1). (3.1)

where, as in previous chapters, the perturbation parameter is defined as being 0 < ¢ < 1,
a is taken to satisfy a > o > 0 and b > 0. For f and a sufficiently smooth, the solution of

u and its derivatives can be bounded by

|U(k)($)‘ <C (1 +e* exp (—%)) , for £=0,1,2,3 and z € [0, 1]. (3.2)

3.2 Discretization

We consider other variations of the Shishkin mesh together with the type introduced in
Chapter 2. As before N is the discretization parameter taken to be an even positive

integer. We denote the mesh transition parameter by A and let it be defined by

A = min <%,%ln]\/) ,
where the constant A\g > 0 will be fixed later. In this section we make the mild assumption
that A\ = M\gea~'In N, as otherwise N~! is exponentially small compared with € and the
mesh is equidistant. We also assume throughout that ¢ < N~! as is generally the case in
practice. The layer term in (3.2) is ascertained to be smaller than N~ on [X, 1] by the
choice of the transition point. We considerameshw :0=zo <11 < - - <zy_1 <zy =1
which is equidistant in [zy/9, 1] but graded in [0, 2x/,], where we choose the transition

point [xx/»] in the Shishkin’s sense, i.e., zy/2 = A. On [0, 2y/] let our mesh be given by
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a mesh—generating function ¢, with ¢(0) = 0 and ¢(1/2) = In N, where ¢ is continuous,

monotonically increasing and piecewise continuously differentiable. Then our mesh is

«

1— (1 — 20y N) 28240 for j = N/2+1,...,N.

l’j:

(3.3)

We denote by h; = x; — x;_; for j = 1,..., N the local mesh sizes and by h =

max;_y, .y h; the maximal mesh size. For j = N/2+41,..., N the mesh is uniform and

.....

we have N7t < hj =H < 2N~ For the maximal mesh size we have h < C N~!. Examples

of the mesh—characterizing function v that is closely related to ¢ by

¢ =—1In. (3.4)

This function, ¢, is monotonically decreasing with 1(0) = 1 and ¢(N/2) = N~ We
give the followings examples of the mesh—characterizing function v as given by Frohner

et al. in [20] :

e Standard Shishkin mesh:

W(t) = exp (—2(In N)t).
e Bakhvalov—Shishkin mesh:
Yt)=1-2(1—- NNt

e Modified Bakhvalov—Shishkin (in the sense of Vulanovic):

1
2In N~

1
Y(t) = exp (—#) with ¢ = 3 +

e Vulanovic’s improved Shishkin mesh with two transition points is generated by

dayt ift € [0,1],

1
Q/J(t) = . 1 i
20y — By +4(By — dan)t ifte [t 3],

with ay = In(In N), Sy =In N.
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3.3 Defect correction scheme

Frohner et al. in [20], the defect correction scheme is constructed using a first-order

accurate upwind scheme given by

ut  —ut  ut—ul
[LMut] o= = o — LT b — ((au)j41 — (au®);) + by (bu);,
hjs hj
= hjy1fj, (3.5)
= ;‘L’
together with the unstable second-order central difference scheme
Feuel. Ujpy — U U= UGy (auc)j1 — (auc); —
[Lou; = —e — = . - + By (buc);,
hjs1 h; 2
S (3.6)

. fc
=7y,

where h; = (hj + hjy1)/2 and g; = (gj—1 + 2g; + gj+1)/4 for any function g. Using these

difference operators we formulate our defect—correction method as follows:

1. Compute an initial first-order approximation using the upwind scheme

[L*u"]; = f} forj=1,...,N —1, U

Se
I
<

Se
I

(@]

2. Estimate the defect 7 by using central differences
7 = fj — [Lu"]; forj=1,...,N—1. (3.7)
3. Find the defect correction § by solving
[L"0); = 7; forj=1,...,N -1, dp = 0n =

4. Finally, compute the corrected approximation
u® = u 4 6.
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3.4 Error analysis

In this section we carry out analysis of the convergence in our method in the discrete
norm defined by

[V]|oow = j:E%§_1 w51

We also introduce the following norm that we utilize later in this chapter:

J
E Vil -
=1

Theorem 3.4.1. Let us assume that the piecewise differentiable mesh—generating func-

V]|« = x|

tion ¢ satisfies the conditions

'"(t) < CN 3.8
Jnax () < (3.8)
and
1/2
/ S(1)2 < CN. (3.9)
0
Let A\g > 3. Then the error of the defect—correction method given by
n% = ud - u,

satisfies

11 loew < C(N7" max [¢/])%.

Proof. The error of the defect—correction method given by
nie = yde — oy,
=u" + 6 —u, (3.10)
=0+ n"
Application of the upwind operator then gives
L'n® = L"§ + L"n",
— fC— Leu® + LUn®,
= f°— L" + L"n" 4+ Lu — L‘u,
(3.11)
= L'n" — (L°u" — Lu) + f¢ — Lfu,
= L"n" — L°n" + f° — Lfu,
= (L" = L°)n" + f° — L°u.
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We use (3.5) and (3.6) to obtain the following result:

(1 £yl = —e {225 BB ((au)yen = (a)) 4 By (b0,

hj+1 hj
B {_5 {vjﬂ Y Ujl}  (av)j1 — (av)j + hj(l;))j . (3.12)
hj1 h; 2
(av)j41 — 2(av); + (av);j

= - 5 Lt by (bv); — Ry (bo);,

fory=1,...,N — 1.

We use the following stability property of the upwind operator without proof.

[|Vj]oow < C||L*0||sy for all {Uj} L, with vg =vy =0. (3.13)

The proof of (3.13) will be given in Section 3.4.2 by the proof of Lemma 3.4.5
We use the fact that
J

Z(hi—i-l(bv)i — y(bv);) = —h1(

i=1

bU)O —|— 2(bU)1 —|— (bU)Q
8

o ((bv)j _ (bw)j1 +2(bv); + (bv)jJrl)

8

d 3 1
+ Z h1+1 (— bU 1 1+ S(bU)Z - g(bv)i+1 — g(bU>i+2)

and application of the stabilty property for the upwind operator on (3.12) to get the

following result for the upwind scheme error (7% := u* — u) :
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HnchOO,w <C HL”ndc

*,w

< O{IE" = L)+ 15 = Loull, . }

< C{ H_ (av)j11 — 2(av); + (bv)j By (bo) — By (b0);

2 *,w
-l )
9 , . .

< C{ (av); (an)] @) ‘ hjpa(bu); — hi(bv);||

-l (3.14)

1 J
< C{§ max 2 ((av)j11 = 2(av); + (av);-1) ] ,
J
g [ (st = ), +w*—LuLw}

< C{% L:g{{%_l |(av)o — (av)1 — (av); + (Cw)j+1|] :

+__max  (hi(by) - hi(Bu)| + 11 = Leull,, }=
sc{»mxmeﬂ—mwm+»mxumxﬂ—wnm
j=0,..,N—1 =0,...,

Since

C(N"'max [¢')? > < h||7"]|sc.w, (3.15)
ch - LCUJH*,(«M
it follows that

17| lscr < C(N™ max [¢'])?.
We will prove the result in (3.15) in Subsection 3.4.3 that will follow. O
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Remark 1. From Frohner et al. [20] we note that by theorem 3.4.1, we can analyze the
perfomance of the scheme on the Shishkin meshes in a relatively easy way. All mesh—
generating functions given earlier, for example, are characterized by a ¢ that satisfies

(3.8) and (3.9). Table 3.1 has the maximum value of |¢'|.

Table 3.1: Maximum values of |¢|

max |1
Standard Shishkin mesh Cln N
Bakhvalov-Shishkin mesh C
Modified Bakhvalov-Shishkin mesh C

Vulanovic improved Shishkin mesh C'ln(In N)

3.4.1 Some properties of Shishkin meshes

Lemma 3.4.1. Let (3.8) hold true. Then

2
/ (1+ 871670(0/(’66)) do < CN™' max [¢/(t)],
. t€[0,1/2]

for \y>k>0and j=1,...,N.

Proof. For j = N/2+1,..., N we have

Zj

/xj (1 + eile*a"/(“)) do = {a — % (571670“7/(]“5)) :
Tj_1 _—

j—

k z;

_ 1. M1 —ac/(ke)]Ti

= B, a[e }mj_l,

— by = [eeme) _ gamsa/e)]
(6%
k o ow, 1)tk

< h; + —emo®mi-1/(ke),

< CN L.
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For j =1,...,N/2 we use the transformation o = A\gea ™1 (t) to get

T t;
/ ' (14¢ete /) do = X 7 (e + e 20?O/R) S (1)dt,
Ti1

- &t
Ao [V

- (5 + 6(1—>\0/"%‘)%0(t)) |¢,(t)|dt,

tj—1

<C (a—l—Nl max e(I7M/Be®  max |w’(t)|> :

teftj—1,t5] teftj—1,t5]

< CN7!' max ]]w'(t)\,

te[tj—1,t;

where we have used the relation between ¢ and 1, (3.8) and 0 < ¢(t) < In N. Combine
the two inequalities and note that max [¢'| > C.

[
Lemma 3.4.2. Let (3.8) be satisfied. Then
1y
hy <Ce and —Ze %/ < ON' max |[¢/(t)] for j=1,...,N/2.
5 t€[0,1/2]
Proof. For j =1,...,N/2, we have
hj = Ij - xj—h
)\06
r— (olty) = (tj-1)),
S 3.16
DHIVERSELS (10
ESIELE
A
< € N1 max |0’ (1)].
«Q €[t —1,t5]

From (3.8) we have max;cjo1/2] ¢'(t) < CN, therefore it follows that

hj < Ce.
Using result for (3.16), we have
)\06
h, = 222Nt '(t
3= N a0,
= EN—l maxieo,1/2] [ (1)
o Milef; ;1) W(t”,

since ¢’ = —1)' /1) from definition of 1. But

min  (t) = min e /(09
te[tj—l,tj} te[tj—l,tj}

— e—al?j/()\oé)

b
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hence

hy < ZENTD max [ (t)|e®i/ (ho2)

« te[0,1/2]

A
SN max (1),
« tel0,1/2]
< CON7' max |¢'(t)]
t€[0,1/2]

Lemma 3.4.3. Let (3.9) hold true. Then

K] =

k=i

J
h
<1+ak k
€

l=1]

-1
) < e olmi—ei-v/e for 1< < j< N/2.

— | € 2 €
ol N/2 ahi; 2
> - hy, — Z <?) )
k=i k=1
>04(x] xll)l%/f((lhk)z
- € 2 €

We multiply terms both sides of the inequality and simplify to get,

ﬁl<1+—

where (ahy)/e

Oéhk

-

_ 2
f)\o .

<e —a(r;—

<€OLCCJ

N/2

2
P/ exp lz (O‘hk> 7

N/2 e
zi-1)/% exp )\2 tk—tk 1)/ o (r)dr |,
te—1



Lemma 3.4.4. Suppose (3.8) and (3.9) are satisfied. Let A\g > 1. Then

-1 / :
EK{_ CN'max|¢/| for j=1,...,N/2,
€ CN—?o for j=N/2+1,...,N.
Proof. For j =1,..., N/2 we consider a result from Lemma 3.4.3 as follows:
K{ < e—cx(zj—aro)/e7
EKJ' < ﬁe—a(ﬂﬁj—io)/f
e 1= ¢ ’
< Cﬁe_al'j/o\of)
— E )
< ON 'max|y/| using Lemma 3.4.2.
Since the sequence K { is monotonically decreasing, for j = N/2+1,..., N we have
-1
EK{‘ < hj (1+ ak_hk) KN?,
€ € €
< ofleV/Q
< ON™,
from application of Lemma 3.4.3. O

3.4.2 Analysis of the error of the upwind scheme

In this section we carry out the analysis of the stable first-order method used in the

defect—correction method.

Lemma 3.4.5. Let w : 0 = 29 < 1 < -+ < zny = 1 be an arbitrary mesh. Let {vj}fio

be an arbitrary mesh function defined on w with vy = vy = 0. Then

[0]loow < 2071/ L] |1

where v* = max,cp1 c¢(x) > 0.

Proof. We rewrite the function v in the form

vy — %Vj —w, (3.17)
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where {V;}IL is the solution of

[A"V], =1  forj=1,...,N, Vo=0
and {W;}}L, is the solution of
i1
[A"W], = ) [L"]; forj=1,...,N, Wy =0,
i—1
with
wj — w, it
[A*w)], = e~ : Ly (aw); = hi (bw); for any grid function w.
J i—1

We define a mesh function z by

k=1

It follows that

l=zp <2z <+~

with

—1=

= <1 —+ lhk> ,
(6%
k=1

forj=1,...,N.

< ZnN,

N *
< H 6(7*/(1)}"“, since <1 + lhk> < e /a)hk
s «

< (O /Y (gl /ha)

< e /a)(h1+h2+"'+N)’

e 10 (S ).

< o0/
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Then again, z satisfies

-1

.

Zj — Zj—1

[A¥2]; =€ h

+ (az); —

™

Q}—‘

hi+1(b2)i, from (318),
c J ¥ -1 J v
i H(1+Ehk) <1+—hk> +GJH<1+Ehk>
k=1 k=1 k=1
j—1 i N
— Z hiy1b; H (1 + lhk) ;
=1 k=1 a
c ,y* Jj—1 ,y* J ,y*
= h—j{[(l—i—ghj) —1:| H (1+Ehk)} +CLJ~H (1+Ehk)
k=1 k=1
j—1 i N
- Z hiy1b; H (1 + lhk) ;
=1 k=1 a
’7* j—1 '7* J ,y* Jj—1 i '7*

k=1
]1 ( -
k=1 — T
>a<1+ )
> Q.

When we apply the test for the M —matrix, we conclude that A" is a M —matrix and

moreover, we can prove that
0<V;<a '™ and W <Vj||L"|lsn for j=1,...,N. (3.19)

From (3.17) we get
-

ool =|

WN
<] M+ w

Using (4.1), we have

oIl < @t/ 2| L4 | + @ L] |1

< 2071 L))y
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Theorem 3.4.2. Let w: 0 =29 < 21 < --- < xy = 1 be an arbitrary mesh. Then the

error n* = u — u* of the upwind scheme L*u" = f* for (3.1) satisfies

.....

0"l < € mae [ (1 Ju(5)) .
= Ti—1
Proof. Integrating (3.1) over [z;11, ;] we get

el — 1) = (@) — () + [ Gusds = [ sy,

J J

re-arranging gives

Tj+1
s == [ u= £)5)s =~ + (e (320)
We define the truncation error of the upwind scheme by

T e,

Application of (3.20) ot the definition of L" gives

j—1
U; — Ujq U1 — Ug
™ =—e| 2= Fu; | Fe +uf
—1 hj }Ll
1=

Taking Taylor series expansions of the right—hand side of (3.21) we get

Uj — Uj—1

3 hj

/

Tj
<e / [ (5)ds,
T 1

i—

= / N = bu ot (aw))(s)|ds

J

and

i (bu — f)i — / " bu— f)(s)ds

i

< hiys / b 1y ()] ds.

i

Employing the boundedness of u, we get

.....

] < mas [ (14 ) (322
Use of Lemma 3.4.5 concludes the proof. m
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Corollary 3.4.1. Let w be a Shishkin—type mesh. Suppose that (3.8) holds true. Then

the error of n* of the upwind scheme L“u" = f* satisfies
7" ||cow < ONTmax [¢)/|  for Mg > 1.

Corollary 3.4.1 is a direct result of Theorem 3.4.2, and Lemma 3.4.1 as well as the in-

equality in (3.2)
Proof. From theorem 3.4.2 we have

0l < € mmae [ (1 fu(5)]) .

""" Ti—1

<C {h + HllaxN/x (1+ 6_16_‘”/6) ds} (from (3.2)),

< C[h+ N 'max|¢/|| (from lemma 3.4.1),

C
< C 2N max|y'|]
C

3.4.3 Approximation of the derivatives

Theorem 3.4.3. ([20]) The error n* = u — u" of the upwind scheme L"u" = f* for (3.1)

on a Shishkin-type mesh satisfies

C(N7'max|[¢/])? for j=1,...,N/2 and )\ > 3,

|77;‘L_77;—1|§ .
CN 2 max || for j=N/2+1,...,N and Xy > 2.

Proof. Recalling the proof of Lemma 3.4.5 with v = n*, we can write the difference as

u U W
ny =l = V—]JVV(V} = Vi) = (W = Wjy), (3.23)
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where {V;}IL is the solution of
[AV], =1, for j=1,...,N, Vo =0 (3.24)

and {W,}Y, is the solution of

j-1
AW, =D forj=1,...,N, Wo = 0. (3.25)
—1

7 )

7

We furthermore, know that

(Wil <V I7],., - (3.26)

We represent the differences V;” := V; —=V;_y and W, := W; — W;_; as the solution of
appropriate difference equations involving an M —matrix M*. To derive an upper bound

on W~ we again split

W =W~ +W, +W,,
exploiting the specific structure of the matching defining equations. Each addend will be

bounded separately.

Let
w;  W,_

[M"w]; = e <# - 7%1:1) + (aw);.

J

Taking the difference [A*V]; — [A"V]; | from (3.24), we see V™ is the solution of the

first—order difference equation

[M“V_L. = (aj_l — Gj + hjbj—l)v}—ly fOI'j = 2, N ,N,
Vi Vg
MYV~ =¢ —1—i)+ aV )y, for j =1,
[ }1 (hl hO ( )1 J
= hin +a, V|, since V=0,
1

€ _
:(h_l_f'al)‘/lu

~1
_ M (1 + alhl) Vi,
g 13

—1
y-=m (1+ alhl) ,
£ €

:@K{',
g

(3.27)

it follows that
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using K ZJ from Lemma 3.4.3, where the initial condition is obtained from (3.24) for j = 1.
It is evident that M" is a L°—matrix. Application of the M —matrix criterion with

the test function w; = h; proves that M* is an M —matrix. From (3.27) we have

MV,

= (a'h; + hjbj_1)Vj_1

(a + b, 1) —1h;,

< (a' 4+ 7)Vj_1h;, taking 0 < ¢(z) < v,

< (' +y)a”teVhy,

from the proof of Lemma 3.4.5. Taking absolute values, we get
HM“ ‘<+|a+7)’a ey/ah forj=2,...,N,

<+ (la'lloe + 7)o ey,

It follows that

he
V7| < ?”K{ + (ld leo = ¥) @2y for j =1,2,...,N,
by a discrete comparison principle.
We apply Lemma 3.4.4 to the right hand side to obtain
CN~!max|y’ for g x .., N/2
Vi < &l ’ / (3.28)

CN-1 for j=N/2+1,...,N.

For W := W; — W;_; and from (3.25), we have
[Muwi]j = (CLJ‘,1 — ay + hibjfl)ijl + T;‘ilv fOI‘j = 2, e N, WJ =0.

Splitting of W~ leads to

W =W"+W , (3.29)

where W~ and W _ solve

[M“W*] = (a]’,1 —aj + hjbjfl)ijl fOI'j = 2, . ,N, WJ =0
J

and

[M“W_]_:TV forj=2,...,N, W, =0.
J
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Analogous to the approach used for V7, we can use the discrete comparison principle to
obtain

;| < (ol + a2 byl forj=L2,.... N,

Thus on a Shishkin-type mesh, we have
(W;‘ < ON“2?max || forj=1,2,...,N, (3.30)

by (3.22) and Lemma 3.4.1.

Now we bound W . We integrate (3.1) over [z;_1, ;] as we did in the the proof of

theorem 3.4.2, we get

[M”W_} =T,

J

U; — Uj—q Ui—1 — Uij—9
— e (U e
hj hj—l

+hy(bu ), L / 7 bu = 1) (s)ds.

j—

We split W corresponding to the diffusion terms and lower order terms:

Wo—W, W, (3.31)
where
—_ U;j — Uj—1 Uj—1 — Uj—2
M“W}:— g Z Ui Yl Z Y2 )
[ 4] 3 ( h, u]) +e€ ( I ()
. U; — Ui —
=—c(x; — xj-1) with x; = ]h—]l — u;, Wy =0
j
and

J

[MUW;} =hjbu— f)j_1 — /:j (bu — f)(s)ds W, =0.

j—

First we consider W, and employing Taylor series expansions, we have

J

]

< C’h]/ J (1 _l_g_le—as/e) dS,

j—

< Ch;N ™' max [¢/].
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Thus
W

< Ch;N~'max |[¢/],
(3.32)
< ON ?max|/| forj=1,2,...,N.

To study W, we solve the defining difference equation and get

J
W, =hi > Ki(Xee1 — Xe)
k=2 , (3.33)
: i1 -akhk ajhj -1
:th§X1+hij;Ki - Xk — N (1+ . ) X

for  =2,..., N. For i, we use Taylor expansions to obtain

|Xk| < O/ ' (1 +5—16—as/€) ds

Tr—1

and hence derive the two bounds

h
|Xk| S C (hk == 6_16_a$k_1/6 sinh 042_;) (334)

and

Ixk| < C (R, + e temo=1/e) (3.35)

We observe that for k = 1,..., N/2 estimate (3.34) is substantially stronger than (3.35)
since sinh(ahg/(2¢)) < Cahy/(2e) < CN ' max|y’|. While on the other hand, for k >
N/2,sinh(ahy/(2¢)) cannot be bounded uniformly in e.

We now look for bounds for the three terms on the right hand side of (3.33). For the
last term, for \g > 2 and i = 2,..., N/2 by (3.34) we have

T\ Th h
h; (1 + m) x| <C (hk + e temom-1/2 ginh %) :
g g

h 2
<C (h? + (—"e—%‘/Wf)) ) :
9

<C <52 + { N~ max \w’\}2> , using Lemma 3.4.2
< O(N'max [¢/])?.
For j = N/2+1,...,N, we use (3.35) to get
B\t
h, (H%) hul <

S C(N_2 + e—a)\/s))’

cH

g 04
1
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by Lemma 3.4.2. We gather the last two bounds, for \y > 2 and we have

ah:\ C(N7'max|¢/|)? for j=1,...,N/2,
hj( f) x| < (3.36)

CN—2 for j=N/2+1,...,N.

We employ (3.34) and Lemma 3.4.4 in order to bound the first term in (3.33) and we

obtain
hi 3| x| < C%Kf <1 + a1€h1> N ™' max [/
O(N"'max|¢/])? for j=2,...,N/2, (3.37)
CN~? max || for j=N/2+1,...,N,
if \g > 1.

Lastly, we bound the second term in (3.33). For & < j < N/2 and Ay > 3 we have by
(3.34) and by lemmas 3.4.1-3.4.3

akhk akhk

h; K], x| < Chjeetmie-1)/e Ixx| by Lemma 3.4.3,

akhk.

< Chje—a (xj—mp—1)/e

ah
{hk—f—s sinh — 5 b ook 1/8} using (3.34),
€

2 2
S Cﬁe—amj/()\os) (@€~axk/(>\os)) + Oh h
£ IS

it By h2
< C(N ' max |¢/ 2/ ¢(T)d76_axk/ Aoe) +Ch
( ¥')) e .
2

SC(N_lmaX|1/J/|)2/k (— w( ))dT + Ch %

th—1

We obtain from the above the following

izt 1/2 N/2
hi » Ki=Exi] < (N max|v])? [ (—¢/(r d¢+c § jh
g
o 0 (3.38)

< C(N'max |¢/|)? for j=2,...,N/2 and )y > 3,

by using the result from proof of Lemma 3.4.3 that ZN/ 2 hi < Ce?.
Now let j > N/2. We consider three distinct cases, namely &k > N/2, k = N/2 and
k < NJ/2.
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Case 1 (k> N/2):
We use (3.35) to get

agh H\"7 ' H
hKi M < cH (1 ; O‘—) T 4 etemonaitey
e £ 9
H3e H \°
<C C N—)xo —(k—l—N/Q)aH/e'
T e+taH * <5 + aH) ‘
Thus
J -akhk
hj > K] —Xk| < CN~2 for Ao > 2. (3.39)

k=N/2+1

Case 2 (k= N/2):

Analogous to Case 1, we obtain

caih H\ ayph
th]jgak k‘Xk’ S CH (1 —+ 9;—) a_N/_?g_N/E (hN/2 + gfle*axz\r/2f1/5) ,

€
< Chyy + CN T, (3.40)
< CN72 for \g>2, bylemma 3.4.2.
Case 3 (k < N/2):

We estimate, similarly to the argument that led to (3.38),

th"iakE k |Xk| S CH (1 + %) e—a(l’N/z—$k_1)/ea‘k€ k (hk + g_se—axk_l/é) ,

H —(j—N/2-1) h
< CON! (1 + a_) (hk + _ke—awk_1/(/\06)) if \o > 2,
€ €

77\ ~-N/2-D)
<CN™! (1+a_> N~ max [¢/|,
£

by lemmas 3.4.1 and 3.4.2.

Thus
N/2-1
hi K,iakghk Xr| < CN~?max |¢/] for Ap > 2. (3.41)
k=2
Using (3.39)-(3.41), we obtain
j—1
h; ZKgakgthk < CN?max |1)/| for j=N/2+1,...,N and \g > 2.
k=2
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This result used with (3.33),(3.36) and (3.37) gives

< C(N"'max|[¢/])? for j=1,...,N/2 and )y > 3,
djl =
’ CN 2 max || for j=N/2+1,...,N and Ay > 2.

The proposition of the theorem follows from the last inequality, (3.22), (3.23), (3.26) and

(3.28) 0

3.4.4 Consistency error of the central difference method

Theorem 3.4.4. ([20]) Let w: 0 =129 <z <--- < xy = 1 be an arbitrary mesh. Then

the consistency error 7¢ = L" — f€¢ of the central difference scheme for (3.1) satisfies

i 2
70 < C'{ max / (14 emes/)) ds} :
1 N Ti—1

i=1,...,

Proof. Integrating (3.1) over [x;_1/2 — x;41/2] We get

J+1/2

—¢ [u;+1/2 - u;'—1/2] — (aUj1/2 — auj_1y2) +/ " (bu — f)(s)ds.
=

Thus

uj — Uiy (au); — (au)j_1/2

J—1 R R i+1/2

+y {hi(bu - f)i/
=1

i—1/2

(bu — f)(s)ds} :
Taking Taylor series expansions for u,u’ and (aw)” about the point x;, we get

<5 [ WOl - s

2 /.,

f/%|u—wu+wwwwms—@4m3

J

Uj — Uj—1 /

hj —Uj1)2

3

and
(au); — (au);—1
2

3 I "
<5 [ @Ol -2y

Tj—1

— (au)1/2

while a Taylor series expansion for (bu — f) about the point x;1; gives

j+1/2

b7y [ (u f)(s)ds

ji—1/2

< Ch /””jﬂ |(bu — £)"(s)[(s — zj-1)ds.

Tj—1

58



Thus
17| < C’i_rrllaXN/ (14 e=%/%) (s — m;_1)ds,

""" Ti—1
by (3.2). To bound the right-hand side of this inequality, we use

2

[ otwra—ante < o { [y ar}

which holds true for any positive monotonically decreasing function g on [a,b]. This can

be verified by considering the two integrals as functions of the upper integration limit. [J

Corollary 3.4.2. (]20]) Let w be a Shishkin-type mesh. Suppose that (3.8) holds true.

Then the truncation error 7¢ of the central difference scheme satisfies

176 er < C(N~tmax [¢)])?, for Ay > 2.

3.5 Numerical results

In this section we present some theoretical results for the defect correction methods on
convection—diffusion problems. We use a test example previously considered by Clavero
et al. in [15]. The maximum error solutions and the rates of convergence are obtained

using fomulae in (2.16)—(2.19) from Section 2.4.

Example 3.5.1. ([15])
eu +u' = -1, z € (0,1), u(0) = u(l) =1,

with the exact solution given by

exp(—z/e) — exp(—1/¢)

ulz) =+ 1 —exp(—1/e)
Example 3.5.2. (]28])
—eu” +u' = exp(x), z € (0,1), u(0) = u(1) =0,
with the exact solution given by
1 1 —exp{l — (1/e} + {exp(1) — 1} exp{(z — 1)/e}
u(z) = l1—¢ exp(z) - 1 —exp(—1/e) ‘
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Table 3.2: Maximum errors obtained for Example 3.5.1 using upwind scheme on Shishkin

mesh.

€ N =40 N=80 N=160 N =320 N =640 N =1280 N = 2560

1 1.49E-03 7.49E-004 3.76E-04 1.88E-04 9.43E-05 4.72E-05 2.36E-05
1071 | 8.38E-02 5.33E-02 9.22E-02 5.07E-02 2.70E-02 1.39E-02  7.07E-03
1072 | 2.54E-01 147E-01 8.40E-02 4.68E-02 2.57E-02 1.82E-01 1.07E-01
1073 | 8.38E-02 5.33E-02 3.24E-02 1.90E-02 1.09E-02 1.06E-01  6.21E-02
107 | 8.38E-02 5.33E-02 3.24E-02 1.90E-02 1.09E-02 6.08E-03  3.36E-03
107° | 8.38E-02 5.33E-02 3.24E-02 1.90E-02 1.09E-02 6.08E-03  3.36E-03
1076 | 8.38E-02 5.33E-02 3.24E-02 1.90E-02 1.09E-02 6.08E-03  3.36E-03
1077 | 8.38E-02 5.33E-02 3.24E-02 1.90E-02 1.09E-02 6.08E-03  3.36E-03
1078 | 8.38E-02 5.33E-02 3.24E-02 1.90E-02 1.09E-02 6.08E-03  3.36E-03
107% | 8.38E-02 5.33E-02 3.24E-02 1.90E-02 1.09E-02 6.08E-03  3.36E-03
10719 | 8.38E-02 5.33E-02 3.24E-02 1.90E-02 1.09E-02 6.08E-03  3.36E-03

Table 3.3: Maximum errors obtained for Example 3.5.1 using defect corrections on

Shishkin mesh.

€ N=40 N=8 N=160 N =320 N =640 N =1280 N = 2560

1 6.29E-06 1.57E-06 3.93E-07 9.83E-08 246E-08 6.156E-09  1.54E-09
107! | 1.93E-03 4.79E-04 1.20E-04 2.99E-05 7.48E-06 1.87E-06 4.67E-07
1072 | 9.65E-03 3.35E-03 1.21E-02 3.02E-03 7.49E-04 1.87E-04 4.68E-05
1073 | 9.65E-03 3.35E-03 1.11E-03 3.59E-04 1.12E-04 1.96E-02  4.69E-03
107* | 9.65E-03 3.35E-03 1.11E-03 3.59E-04 1.12E-04 3.45E-05 1.04E-05
1075 | 9.65E-03 3.35E-03 1.11E-03 3.59E-04 1.12E-04 3.45E-05 1.04E-05
1079 | 9.65E-03 3.35E-03 1.11E-03 3.59E-04 1.12E-04 3.45E-05 1.04E-05
1077 | 9.65E-03 3.35E-03 1.11E-03 3.59E-04 1.12E-04 3.45E-05 1.04E-05
107% | 9.65E-03 3.35E-03 1.11E-03 3.59E-04 1.12E-04 3.45E-05 1.04E-05
107% | 9.65E-03 3.35E-03 1.11E-03 3.59E-04 1.12E-04 3.45E-05 1.04E-05
1071° | 9.65E-03 3.35E-03 1.11E-03 3.59E-04 1.12E-04 3.45E-05 1.04E-05

Defining the error of the defect correction method as ni,c’s = u — u’, we estimate the

e—uniform accuracy by using formulae given in (2.16) to (2.19) from Section 2.4.
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9

r

&)

rs

Ty

s

1071
102
1073
1074
10-°
1076
1077
108
1079
10—10

0.93
0.65
0.65
0.65
0.65
0.65
0.65
0.65
0.65
0.65

0.96
-0.79
0.71
0.71
0.71
0.71
0.71
0.71
0.71
0.71

0.98
0.86
0.77
0.77
0.77
0.77
0.77
0.77
0.77
0.77

0.99
0.91
0.81
0.81
0.81
0.81
0.81
0.81
0.81
0.81

1.00
0.96
-3.28
0.84
0.84
0.84
0.84
0.84
0.84
0.84

Table 3.4: Rates of convergence obtained

for Example 3.5.1 using upwind scheme.

3

1

T2

3

T4

T's

107!
1072
1073
10~
107°
1076
1077
1078
1079
10710

0.93
0.78
0.79
0.79
0.79
0.79
0.79
0.79
0.79
0.79

0.97
-0.32
0.81
0.81
0.81
0.81
0.81
0.81
0.81
0.81

0.98
0.87
0.84
0.84
0.84
0.84
0.84
0.84
0.84
0.84

0.99
0.91
0.87
0.87
0.87
0.87
0.87
0.87
0.87
0.87

1.00
0.96
-0.28
0.88
0.88
0.88
0.88
0.88
0.88
0.88

Table 3.6: Rates of convergence obtained
for Example 3.5.2 using upwind scheme on

Shishkin mesh.
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3

r1

T

rs

T4

s

1071
1072
1073
1074
107°
1076
1077
1078
1077
10—10

2.01
1.53
0.95
1.53
1.53
1.53
1.53
1.53
1.53
1.53

2.00
-1.86
0.98
1.59
1.59
1.59
1.59
1.59
1.59
1.59

2.00
2.01
0.99
1.63
1.63
1.63
1.63
1.63
1.63
1.63

2.00
2.01
1.00
1.67
1.67
1.67
1.67
1.67
1.67
1.67

2.00
2.00
-1.98
-7.45
1.71
1.71
1.71
1.71
1.71
1.71

Table 3.5:

Rates of convergence obtained for

Example 3.5.1 using defect corrections.

€

1

T2

3

T4

s

1071
1072
107?
10~
107°
107°
1077
10°%
1077
10710

0.97
0.97
0.97
0.97
0.97
0.97
0.97
0.97
0.97
0.97

0.99
0.98
0.98
0.98
0.98
0.98
0.98
0.98
0.98
0.98

0.99
0.99
0.99
0.99
0.99
0.99
0.99
0.99
0.99
0.99

1.00
1.00
1.00
1.00
1.00
1.00
1.00
1.00
1.00
1.00

1.00
1.00
1.00
1.00
1.00
1.00
1.00
1.00
1.00
1.00

Table 3.7: Rates of convergence

obtained

for Example 3.5.2 using defect corrections on

Shishkin mesh .



Table 3.8: Maximum errors obtained for Example 3.5.2 using upwind scheme on Shishkin

mesh.

€ N=40 N=80 N=160 N =320 N =640 N =1280 N = 2560

1 8.88E-02 4.67E-02 2.39E-02 1.21E-02 6.09E-03 3.05E-03  1.53E-03
107! | 2.23E-01 1.30E-01 1.63E-01 8.94E-02 4.77E-02 2.46E-02  1.25E-02
1072 | 2.54E-01 1.47E-01 8.40E-02 4.68E-02 2.57E-02 1.82E-01 1.07E-01
1079 | 2.58E-01 1.49E-01 8.53E-02 4.75E-02 2.61E-02 1.42E-02 7.62E-03
1077 | 2.58E-01 1.49E-01 8.53E-02 4.75E-02 2.61E-02 1.42E-02 7.62E-03
1078 | 2.58E-01 1.49E-01 8.53E-02 4.75E-02 2.61E-02 1.42E-02 7.62E-03
107 | 2.58E-01 1.49E-01 8.53E-02 4.75E-02 2.61E-02 1.42E-02 7.62E-03
10719 | 2.58E-01 1.49E-01 8.53E-02 4.75E-02 2.61E-02 1.42E-02 7.62E-03

Table 3.9: Maximum errors for Example 3.5.2 using defect corrections on Shishkin mesh.

€ N=40 N=80 N=160 N =320 N =640 N =1280 N = 2560

1 247E-02 1.31E-02 6.71E-03 3.40E-03 1.71E-03 8.59E-04  4.30E-04
107! | 6.07E-02 2.96E-02 1.49E-02 4.74E-03 2.40E-03 1.22E-03  6.14E-04
1072 | 7.87E-02 4.02E-02 2.03E-02 1.02E-02 5.09E-03 3.30E-02  7.60E-03
107% | 8.22E-02 4.20E-02 2.12E-02 1.07E-02 5.35E-03 2.68E-03  1.34E-03
1077 | 8.22E-02 4.20E-02 2.12E-02 1.07E-02 5.35E-03 2.68E-03  1.34E-03
1078 | 8.22E-02 4.20E-02 2.12E-02 1.07E-02 5.35E-03 2.68E-03  1.34E-03
1079 | 8.22E-02 4.20E-02 2.12E-02 1.07E-02 5.35E-03 2.68E-03  1.34E-03
10719 | 8.22E-02 4.20E-02 2.12E-02 1.07E-02 5.35E-03 2.68E-03  1.34E-03

For the test example, as was done by Frohner et al. in [20], we take \g = 3 and
B = 1 in the definition of the transition point. Table 3.2 confirm that the maximum
errors obtained by the upwind scheme are e—uniform for Example 3.5.1. The accuracy of
the results is seen to be improved by the defect—correction method in table 3.3 as well as

maintaining the e—uniform characteristic of the upwind scheme.

62



Tables 3.4 and 3.6 show that the the Shishkin-type mesh used in the upwind scheme
has an almost order 1 rate of convergence for convection—diffusion problems. This is a
confirmation of the theoretical result in Corollary 3.4.1. In tables 3.5 and 3.7 we present
the rates of convergence after implementing the defect-correction. Improved rates of
almost order 2 are obtained for Example 3.5.1.

In the next chapter, we construct a hybrid method which seeks to incorporate the
advantages of fitted mesh finite difference methods and fitted operator finite difference

methods.
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Chapter 4

A Hybrid Finite Difference Method

In the previous chapter we discussed some higher order methods that improve accuracy
of numerical solutions with particular focus on defect corrections. In this chapter, we
consider two methods, one that is layer resolving (FMFDM) and the other that is relatively
more accurate (FOFDM) [41]. We combine these two methods in Section 4.4 to construct
a new hybrid method that has the good properties of both methods and gives better

numerical approximations.

4.1 Introduction

We study two-point boundary value problems related with boundary layers such as, for
instance, the flows governed by the Navier—-Stokes equations [50]. The convection—diffusion

equation
Ley = —ey"(z) + a(x)y'(x) = f(z), ©€Q=(0,1), (4.1)
with boundary conditions
y(O) = Yo, y(l) =11,

will be used as a model problem. We assume that the singular perturbation parameter
can take arbitrary small positive values, 0 < ¢ < 1, the functions a, f € C°(0,1) and also

that a > o > 0,Vz € [0, 1]. It is well accepted that the solution of (4.1) has a boundary
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layer near x = 1 and its derivatives satisfy

}y('“)(x)‘ <C (1 + e *exp (—%)) , 0<k<4 (4.2)

It is convenient to use an appropriate decomposition of the exact solution y when proving
uniform convergence [15]. We choose to use y = v + w, where v and w are the regular
and singular components of the exact solution respectivley. Clavero et al. [15] also note

that v and w are solutions of the following boundary value problems

where v*(0) is taken so that
W (@) <0, 0<j<3, W) <C, (4.3)

w(@) < Cexp (). Ju@) <, 1<j<4 (4.4)

4.2 Fitted Mesh Finite Difference Method for convection—
diffusion problems

To approximate the solution of (4.1), we consider a finite difference scheme defined on a
Shishkin mesh. Let N be the discretization parameter. We use the transition parameter

given by Kadalbajoo and Patidar in [27]
i 1
)\:m1n{§,8alnN}, (4.5)

and divide uniformly each one of the subdomains [0,1 — A}, [1 — A, 1] into N/2 intervals.
Then the mesh spacing is given by

21— AN-Y, j=1,... N/2
- (1=2X) j / (4.6)
2AN!, j=N/2+1,...,N—1.

The fitted mesh scheme is as follows
Lﬁ;ﬂj = —862ﬂj + ajD_ﬂj = fj7 (47)
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where

1 (U — Wy U — T - U — Uy
52u-:—<]+ g U T Yy )’ Du-:(4>,
o\ hia hj ’ h;

with h; = 25 — x;_1, and h; = (hjp + hy) /2.

4.2.1 Some useful attributes of FMFDMs

We present here some attributes that are facilitatory in the analysis of the fitted mesh

finite difference methods.

Discrete Maximum Principle. Assume that the mesh function V; satisfies ¥y > 0 and

WUy > 0. Then LuNp\IJj >0,V1<j5<N -1, implies that V; > 0,V0 < j <N,

Proof. Let k be such that ¥}, = min¥; and suppose that ¥, < 0. Since ¥, > 0 and
Uy > 0, it follows that k # 0 and k # N. Evidently, ¥y.1 — ¥ >0 and ¥, — ¥y, <O0.

Therefore,

NG, — B T et ——r - +ak‘1/k — W
“P T, Pyt Do, D, ’ (4.8)

<0.
When ¥, —V,_; < 0 we have L%\Dk < 0. This is clearly not true and therefore ¥, = ¥;_;.

We repeat this process with £ — 2 instead of £ — 1 and we have ¥, — WU;_5 <0,

IV, = _ £ (‘I’kﬂ -V W - ‘I’kz) N akqjk — W9
“r i1 hy, hi (4.9)

Fu

<0

which is also not true, therefore ¥, = U,_5. We repeat with k — 3,k — 4 and so on, with
the following result

Vo=V =--- =V =V <0,

which is not true as well. It then follows ¥; > 0 and

v, >0, forall j0<j<N.

7 5

]

From the discrete maximum principle we obtain an e—uniform stabilty property for

the operator L[ [40].
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Lemma 4.2.1. If ®; is any mesh function such that &y = @5 = 0, then

1
;] < = max |LY &,
o 1<i<N—1 p

VO0<j<N.

Proof. As in [40], we consider two mesh functions ¥, W defined by

1
U= (— max \L{fpm) r; + ;. (4.10)

J o 1<i<N—-1

It follows that
1
Uy = <— max |L{2;<I>i\> o £ Do,
o 1<i<N-1

_ iy, (4.11)

and

Uy = L \L,{fpcbi\)x]vicb]v,

o 1<i<N-1

+ Py,

afis il 1 g (112

(

:(l max ‘LN(IDZ-}
(
0

o 1<i<N—1 p

1
Ly = (— max L} c1>i|) a; + L) ®;,
(4.13)
0

From the discrete maximum principle, if g > 0, U > 0 and Li\;\lfj >0forall0<j <N

then U7 >0,V 0 < j < N. O
The reduced problem obtained from (4.1) takes the form
a(z)vg(x) = f(x)

and has the solution



and it is evident that, for 0 < k < 3,
(@) <0 Veed

from the assumptions on a and f.

The solution y of the problem in (4.1) takes the decomposition
Y = vo + ey + wo,
with vy as defined above and y} satisfying
Leyy = vy, Y1 (0) = — " wo(0), yi(1)=0
and wy is the solution of the homogeneous problem
L.wy =0, wo(0) = wy(1)e™/®, wo(1) = up — ve(1).
Evidently
w0 <€, oD <€, ()] £C and  [f(0)] < C.

Therefore, as in [40], we use the argument that yi is the solution of a problem similar to

(4.1). This implies that, for 0 < k < 3,
i (@)] < C(1+ e /%),
We introduce the functions
UE(x) = Jwo(1)|e =5 £ awy(z).
Application of the maximum principle gives ¥=(x) > 0, therefore
lwo(z)| < Cet=2)/e, vz € Q.

Rewritting wy gives
wo = wo(0)s + wo(1)(1 — ),

with ¢ defined as



It follows that
wy = (wo(0) —wo(1))¢,

and hence

wh(e)] < Clel(2)] < Gl
From the estimates of wy and w{, we obtain

[ (@)] < Clil? (2)] < C=eel0e
and

? (@)] < Cliel? (2)] < G,

In general,

i (z)] < ClpP(z)] < Cehea-a/e,

As given earlier,

=M+ S4 5
so the general derivatives Vo € Q and 0 < k < 3 are given by

(k) (k) (k) (k)

YT P T REYT TV Wo 1

this gives

|U0 + 5y§k)| < O (k=1) g—a(l-z)/e

and

|w(()k) | < C€_k€_a(1_x)/6.

We use the idea that y; is decomposed analogously to u. which leads to the following
result

Ug = Ve + We,
with the following results for 0 < k < 3 and for all z € Q,

WP (z)] < C(1 + e~ *Demallma)/e)

and

|w§k) (l‘)| < CE_ke_a(l_x)/a.
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We remark that v. and w,, satisfy
Lov.=f, Low.=0,

with boundary conditions

v:(0) = up — w:(0), w.(0) = we(l)e’a/e,
(1) = up —w(1),

where w,(1) is chosen so that the first and second derivatives of v, are bounded uniformly

n €.

Lemma 4.2.2. Let x; € QV, for a given mesh QN = {x;}}. Then, for any 9 € C*()

_d 1
(7 ) 96| < 5~ -l
and, for any ¥ € C3(Q)
d? 1
(- 52) 96| £ 3o~ -l
Proof.
. d Wx;) — ¥ (x;1)
D™ — — 3| = J J ey
(0 ) o0 = [ i),
]' !/
T Haj) = I(wj—1) — (x5 — 25-1)0' () |,
]' /
T Haj) = I(wj—1) — a2 () — ...

w10 (25) + 10 (w5-1) — 2510 (25-1)

Y

zj zj
- / z;10"(s)ds —/ s (s)ds|,
Lj— Tj—1 Tj_1 Tj_1
! /Ij (x $)0"(s)ds
Tj—Tj—1]Ja;4 ! ’
1 i
< [ ilals s
Lj = Lj-1 Jaj_,y

IN

1 (LU]' _xj*1)2’19‘
Ty — Tj-1 2 2]

1
5 (@5 = 25-1)[0]:.

IN
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We now prove the second part of the Lemma 4.2.2

% (ﬁ(xj+1>—z9<xj>_ﬁj R ) 9"(z;)|

1~L]+1 I
1] (9 ) "
— h;v" (z;
h ( h3+1 2
:% <i;+1: ) Tjp1 — l'y Lo ()],
J g+l
1 Vi — U
:——-—-”._2’42M
i | = (@e1 = 2)0"(a5) = 20/ + ( )
v; — 0=
-0 - 20w 2 (B
LCJ $j+1
1 {—(%‘H — 2;)*0"(25) — 2(xj51 — 7))V (2) + 2 (V1 — ﬂj)}
2N, Tjt1 = T;
B { (2 — 2j-0)*0" (2) — 2(z; — xj-1)9'(x5) + 2 (9; — V1) }
Tj—Tj-1 ’
1 {—(a:jH — 8)%0"(s) — 2(xj41 — ) (s) + 20(s) }I”l
2h; Tjt1 = &; .
_ { (s —x;-1)*0"(s) — 2(s — ;1) (s) + 20(s) }”
v it zj_1 ’
_ 1 1 i - —LiIN2hak
o Foveees / o0 (s)ds
1 L 2 g/
_ —xj — xjil \/xj_l(S T iEj;l) 7.9 (S)ds s

P 1
= 2h; | i1 — (251 = 5)°ds
J J J Jxj

J

1 i 9
- (s —xj_1)%ds|,
Lj = Tj—1 Jaj_y

93 1 , 1 2

< B (i — )2 = (s — 1

T Ty — Ty 3w = @) = glay =)
93 1 >

< B (i — 1

= T — Ty 3<x1+1 Z; )7,

1
< g(%‘ﬂ —xj-1)[Vs.

]

Lemma 4.2.3. Let {Y;} be the solution of (4.1). Given Yy = e~%Yy. Then, for all
J 0<j < N/2,
0<Y; <CN 'Yy.
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Lemma 4.2.4. ([40]) Let {Y;}} be the solution of (4.1) with Yo = e~“*Yy, and let Z; be
the solution of the problem

—€5QZ]' + bjD_Zj = 0, 1 S j S N -1
Zy=e 7y, Zn =Yy,

where it is assumed that for all 7,0 < j < N, b; > a. Then, for all j, 0 < j < N,

Z;=Y;

J J°

4.2.2 Error analysis of the Fitted Mesh Finite Difference Method

Theorem 4.2.1. The error associated with the FMFDM satisfies [15]:
max |y(z;) — @] < CN~'(In N)?, (4.14)
j
and therefore it is an almost first order uniformly convergent method.

Proof. Analogous to the decomposition of the solution ¥ = v + w, the discrete solution

can also be decomposed as

a=V+W,

where V' gives the solution of the inhomogeneous problem ([40])
N
L,V =1, V(0)=v(0), V(1)=uwv(1),
and W is the solution of the homogeneous problem
Ny — _ _
L,W =0, W(0)=w(0), W(1)=w(1).
This enables the error to be written in the following format
y—u=@w-V)+(w—-W), (4.15)

which in turn allows for separate estimation of the regular and singular components.
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Estimation of the regular component:

N N N
Lup(v - V) = Lupv - Lup‘/a

= LuNpU - fa
= L%v — Lv,
= (L, — Lov,

d? d
2 —
:—8(5—ﬁ>U+G(D —%)’U
Applying result from Lemma 4.2.2 we obtain,
1 1
50 = V)] < = (G = apolol ) + o (5o - 2-lek),
< Cle(wjmn — zj)|vls + (25 — zj-1)|vlo]
< CO(zjpn — i) [efols + |v]2]
< C@2N7) [elufs+1vla].
< ON7'elvls 4 |v)a] -
Using estimates of [v\7)(z)| given earlier we get
|LY (v —V)(z;)] <CN".
Using Lemma 4.2.1 to the mesh function v — V yields
(v =V)(x;)] <CN. (4.16)

Estimation of the singular component:
For the singular component, we use the argument from Miller et al.[40] that the estimate
depends on whether A =1/2 or A = 8 1In N.

When A = 1/2, we obtain a uniform mesh with 1/2 < 8¢In N. Using ideas applied

earlier in the estimation of v — V', we obtain
1 1
L250 = W)(o)| < ¢ (31 = o)fule ) + a (5o = a1l ).
< Cle(@jen — xj-1)|wls + (27 — z5-1)[wlo] ,
< Oz — xj-1) [elwls + [wla]
< C@2NY) [efw]s + |wly]

< CN7elwls + |wls] -
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Employing estimates of |w\)(z)| given earlier we get

‘Lfyp(w —W)(z;)| < Ce>N 7,
< C(16In N)>N~!, since €2 < 16(In N)?,
< ON YInN)2

Using Lemma 4.2.1 to the mesh function w — W gives the following estimate
|(w—W)(z;)] < CN~'(In N)>. (4.17)

When A # 1/2, we have a uniform mesh in the subinterval [0,1 — A] with meshlength
2(1 —\)/N as well as another uniform mesh in the subinterval [1 — A, 1] with meshlength
2)\/N. Different arguments are required to bound |w — W] in the two subintervals.

Since w and W are both small and also from the triangle inequality |[w—W| < |w|+|W],
we choose to bound w and W separately in the subinterval without the boundary layer,
0,1 A

As in Miller et al.[40], we use the fact that

wo()
U)()(].)

= —(1 = e %%9(x) >0,

and
wo(l’) _ e—a/e

wo(1)
Thus wo(z)/we(1) is positive and increasing in the interval (0,1), and as a result, for all
xzin [0,1 — A,
wo(1)

wo ()

0= wop(1)

<

which leads to
[wo(z)| < wo(1 = NI

The same applies for wy(x), and since
w = Wy + cws,
it follows that, for all z € [0,1 — )],
jw(z)] < Jw(l = A)[.
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We employ the relation that A = 8¢1In N and the estimate for |w| leading to the following

result
lw(z)| < CeoMe
< CN™L.

For the bound on W, the auxiliary mesh function W* is introduced and it is defined
analogous to W, with the coeffcient a replaced by its lower bound «. Using result from
Lemma 4.2.4,

(W ()| < [W*(x;)], for all 0 <j < N.

Application of Lemma 4.2.3 leads to
W (x;)| <CN, for all 0 <j < N/2.

Combining the two estimates w and W, we obtain the following estimate for the interval
0,1 — ],
lw(z;) — W(z;)| <CN for all 0 <j < N/2.

For the subinterval with the boundary layer, [1 — A, 1], it follows from ideas used earlier

that for all N/24+1<j < N —1,

| Ly (w —W)(z)| < Ce™ 2|z = 254],
< Ce?(2)\/N),

with

and using the outcome from the interval without the boundary layer, we have

Y

|w(znyz) = Wwng)| < [w(zng)| = (W)
< CN™ 1,

We introduce the barrier function
;= (r; — (1= N)Cie AN+ O, N1,
it follows that for choice of Cy and (5, the mesh functions
Ui = 0k (w = W)(ay),
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the following conditions hold at the boundaries of the interval
+ +
vy Jo = 0, Uy =0,

and
L, Wy >0, N/241<j<N-1

It follows from the discrete maximum principle that
:l: .
VE>0,  N/2<j<N
and also that
|(w = W)(z;)| < @5,
S 016727'72]\/'71 + CQNil,
< CON'(InN)? since 7 = 8¢In N.
From the two subintervals, we obtain the following estimate for the singular component
[(w—W)(x;)| < CN"'(In N). (4.18)
Taking absolute values of (4.15) and substituting (4.16) and (4.18), we get
|(y — @) ()| < (v = V()| + |(w = W)(z)],
<CN '+ CN'(InN)?,
< CON'(InN)%

4.3 Fitted Operator Finite Difference Methods for
convection—diffusion problems

In literature there are several Fitted Operator Finite Difference Methods (FOFDMs)
developed to solve SPPs based on the rules provided by Mickens. We consider the following

denominator function constructed by Lubuma and Patidar in [39] using Mickens rules

¢* = % (exp <%) —~ 1) , (4.19)
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with

* * *
Ujy — 2uj — Ui,

¢2

the corresponding difference equations given by

2 ok
Ogl; =

* * * * *
ui g —2u +uiy Uy —ui_

¢2 -+ CLj A = fj-

Lyu; = —¢
The operator in (4.20) satisfies the following condition
Theorem 4.3.1. The error associated with the NSFDM satisfies
max|ly(z;) - uj]) < CN!
and therefore it is a first order uniformly convergent method.

Proof. From (4.19), we replace a; with its lower bound « and we get

1

@ E (e () - 1)
2

1 e} Qo 9
=72 one Lz T O

The error for the second derivative estimate is as follows

<5$ B dd_;> Say) = (19(%“) - 219(;;5;') - 19(%‘4)) —9"(xy),

(4.20)

(4.21)

1
= 5 (Wye0) = 2000) = 9as0)) = "G,
(e, s (4) ‘

—20(x;) + I(x;) — ht (z;) + 20" ()

2!
B () | &)

where & ; € (z;,2; + h) and & ; € (x; — h,x;). Since

h419(4) (gl,j) + h419(4) (52,]')

o 4
4! 4! = O(h),
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we get

(8- 10 ) o) = o (12970 + 00 ) = 0"(z),
= (% - % + 1‘;‘; + O(h2)> <h219”(xj) + (9(/#)) — (),
- (1 - (;‘—g + i‘;if + 0<1>> (h219”(a:j) + O(h2)> — " (xy),
= (1+ O(W)0" () = 0" (x;),
— O(h).

<53> - dd—;> 0 (z;)

Using result from the first part of Lemma 4.2.2 and (4.22), we have

It then follows that
<Ce 'N7L (4.22)

|Lo(y — u*)(z;)| < {|—e (Ce™'N7)| + (z; — z;_1) |yl }
< C{N" 4+ N7ylo}, (4.23)
< CONTL

Finally, using Lemma 4.2.1, we get

|(y = u)(z;)] < CNTH.

4.4 A Hybrid Finite Difference Method

In this section, we introduce a hybrid method that is constructed using concepts taken
from both fitted operator finite difference methods and fitted mesh finite difference meth-
ods. For the mesh, we use a simple Shishkin mesh as given in Section 4.2. It is well
documented that fitted operator finite difference methods have order of convergence that
is superior to that of fitted mesh finite difference methods, therefore our hybrid method
also uses the denominator function constructed by Lubuma and Patidar in [39]. However,
FOFDMs are traditionally applied on uniform meshes which necessitates the following

modifications
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i = ai (exp <ajTh”) - 1) , U= ai (exp <@> - 1) : (4.24)
J J

with the second derivative approximation

kk kk kk kk
§2 = 1 (Uj+1 iU Uj1)
m =) °

h V3 U

7

The numerical scheme is then given by

1 [uil, —u™  uwi+uity uyt —uity
Lu’f*:—6{—( J+ g J )}—i—a'#:fn (4.25)
vy 3 3 W2 'y ’

j j
As with the FMFDM, we use the transition parameter from (4.5) and the resultant grid

(4.6) as the piecewise—uniform mesh.

Theorem 4.4.1. The error associated with the HFDM satisfies
max [|y(z;) —uj*| < CN7 (4.26)
J

Proof. As with the proof of Theorem 4.2.1, we look for estimates for the singular and

regular components of the solution, where
u** — V** + W**‘

Estimation of the regular component:

L¢(U - V**) = L,ﬂ) - va**,

= LwU — f,
= va — LEU,
= (LT/J - LE)U>

d? d
2 _
:_6<5¢_E)U+G(D —%)’U

As before, we apply Lemma 4.2.2 to obtain
Ly(v—V*)<CN "
Using estimates of [v\7)(z)| given earlier we get
|L) (v —V**)(z;)| < CNL.
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Using Lemma 4.2.1 to the mesh function v — V** yields
(v —V*)(x;)] < CN (4.27)

Estimation of the singular component:

When A = 1/2, the mesh is uniform and it follows that

1 fw,y—w, w,—w, 4
2w, — ( J+ Jg _ J )
P )
T by

V3 5
_ 1 Wy — Wy _ Wi — W,
h e ajh e ajh ’
Slew () -1) £ (e () 1)
Wi — W Wy — W;_q

g () 1) (o)1)

_ Wi T Wy Wy = Wiy
N P? D —
_ Wi T 2w oWy

- 7 ’
2

= 5¢wj.

The result above and (4.23) leads to
| L (w = W) (a;)] = | Lo(w — W*)(;)],
<CN .

It then follows from Theorem 4.3.1 that
[(w = W*)(z;)| <CN

Given the fact that a Shishkin mesh is piecewise uniform, that is, the meshlength is

uniform in the subinterval, [0,1 — )], it is clear that
53}11}]-:53,111]-, 0<j<N/2

As above, it follows that

|Lyp(w — W) ()| = [Ly(w — W) ()]
<CN~ .
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Consequently, from Theorem 4.3.1 we get
[(w — W) ()] <N

Using the same arguments for the interval [1 — A, 1], we obtain analogously the result
that
(w = W*)(a,)| < CN 7,

Combining the different estimates for the singular component gives:
(w = W™)(z;)] < ON

Analogous to the proof of Theorem 4.2.1, we have

[(y — u™) ()] < (v = V) (@) + [(w — W)(z)],
< CNl4+CON-,

<[EN=L.

4.5 Numerical results

In this section, we present the numerical results of several problems involving the one-
dimensional convection—diffusion equation. We shall discuss problems with constant co-
efficients as well as problems with variable coefficients.

The maximum error solutions and the rates of convergence are obtained using fomulae

in (2.16)—(2.19) from Section 2.4.
Example 4.5.1. ([27])
ey (a) + o/ (@) = exple),  y(0) = y(1) = 0. (1.28)

The exact solution of (4.28) is given by

1= - = e

— (4.29)
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Table 4.1: Maximum errors obtained for Example 4.5.1 using the FMFDM.

€ N=64 N=128 N =256 N =512 N =1024
1071 | 4.39E-02 2.27E-02 1.15E-02 5.82E-03 2.92E-03
1073 | 2.23E-01 1.48E-01 9.28E-02 5.53E-02 3.19E-02
1075 | 2.21E-01 1.47E-01 9.23E-02 5.50E-02 3.17E-02
1077 | 2.21E-01  1.47E-01 9.23E-02 5.50E-02  3.17E-02
107% | 2.21E-01 1.47E-01 9.23E-02 5.50E-02 3.17E-02
10710 | 2.21E-01 1.47E-01 9.23E-02 5.50E-02 3.17E-02

Table 4.2: Maximum errors obtained for Example 4.5.1 using the HFDM.

€ N=64 N=128 N =256 N =512 N =1024
1071 | 2.69E-04 6.74E-05 1.68E-05 4.21E-06 1.05E-06
1073 | 2.58E-02 1.42E-02 8.51E-03 5.41E-03 2.98E-03
107° | 2.67E-02 1.34E-02 6.73E-03  3.38E-03 1.71E-03
1077 | 2.67E-02 1.34E-02 6.71E-03 3.35E-03  1.68E-03
1079 | 2.67E-02 1.34BE-02 6.71E-03 3.35E-03 1.68E-03
10710 | 2.67E-02 1.34E-02 6.71E-03 3.35E-03 1.68E-03

Example 4.5.2. ([43])

—ey’(z) + (1 + z(1 —2))y'(z) = f(z), y(0) =y(1) =0, (4.30)

where f(z) is chosen in such a way that the exact solution of (4.30) is given by

1 —exp (—1_—””

y(x) = ppp— (_g)) — COS <7> . (4.31)
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Table 4.3: Rates of convergence obtained for Example 4.5.1 using FMFDM.

€ 1 T2 T3 Ty 5 T'6
1071 1 0.95 098 0.99 0.99 1.00 1.00
1072 1059 0.67 0.75 0.79 0.83 0.86
107° 1 0.59 0.67 075 0.79 0.83 0.86
1077 | 0.59 0.67 0.75 0.79 0.83 0.86
107 | 0.59 0.67 0.75 0.79 0.83 0.86
10711 0.59 0.67 0.75 0.79 0.83 0.86

Table 4.4: Rates of convergence obtained for Example 4.5.1 using the HFDM.

€ T T9 T3 T4 T5 T6
107t | 2.00 2.00 2.00 2.00 2.00 2.00
1073 | 0.87 0.73 0.65 8.60 1.10 1.16
107° | 1.00 1.00 0.99 0.98 0.97 0.94
1077 | 1.00 1.00 1.00 1.00 1.00 1.00
1072 | 1.00 1.00 1.00 1.00 1.00 1.00
10711 1.00 1.00 1.00 1.00 1.00 1.00
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Table 4.5: Maximum errors obtained for Example 4.5.2 using FMFDM.

€ N=64 N=128 N =256 N =512 N =1024
107t | 2.05E-02 1.07E-02 5.44E-03 2.75E-03 1.38E-03
1073 | 1.25E-01 8.30E-02 5.25E-02 3.14E-02 1.82E-02
1075 | 1.25E-01 8.27E-02 5.24E-02 3.14E-02 1.81E-02
1077 | 1.25E-01 8.27E-02 5.24E-02 3.14E-02 1.81E-02
1072 | 1.25E-01 8.27E-02 5.24E-02 3.14E-02 1.81E-02
10710 | 1.25E-01 8.27E-02 5.24E-02 3.14E-02 1.81E-02

Table 4.6: Maximum errors obtained for Example 4.5.2 using HFDM.

€ N=64 N=128 N =256 N =512 N =1024
1071 | 2.64E-04 6.60E-05 1.65E-05 4.13E-06 1.03E-06
1073 | 2.34E-02 1.24E-02 6.86E-03 3.93E-03 2.02E-03
1075 | 2.39E-02 1.21E-02 6.11E-03 3.07E-03  1.55E-03
1077 | 2.39E-02 1.21E-02 6.10E-03 3.06E-03 1.53E-03
1072 | 2.39E-02 1.21E-02 6.10E-03 3.06E-03  1.53E-03
10710 | 2.39E-02 1.21E-02 6.10E-03 3.06E-03 1.53E-03
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Table 4.7: Rates of convergence obtained for Example 4.5.2 using FMFDM.

€ 1 T2 T3 Ty 5 T'6
1071 1 0.94 097 0.99 0.99 1.00 1.00
1072 1056 0.66 0.74 0.79 0.83 0.85
107° 1 0.56 0.66 0.74 0.79 0.83 0.85
1077 | 0.56 0.66 0.74 0.79 0.83 0.85
107 | 0.56 0.66 0.74 0.79 0.83 0.85
10711 0.56  0.66 0.74 0.79 0.83 0.85

Table 4.8: Rates of convergence obtained for Example 4.5.2 using HFDM.

€ T T9 T3 T4 T5 T6
107t | 2.00 2.00 2.00 2.00 2.00 2.00
1073 1092 085 0.80 0.96 1.15 1.19
107° 1 0.98 0.99 0.99 0.99 0.98 0.97
1077 1098 099 1.00 1.00 1.00 1.00
1072 1098 099 1.00 1.00 1.00 1.00
10711 0.98 099 1.00 1.00 1.00 1.00
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Chapter 5

Concluding remarks and scope for

future research

This thesis was concerned with two-point boundary value singularly perturbed problems.
Two categories of such problems, namely reaction-diffusion and convection-diffusion types,
were discussed. Our aim was to consider fitted mesh and fitted operator finite difference
methods, understand how they are used and then combine them in the quest to capitalise
on their advantages.

In Chapter 2, fitted mesh and fitted operator finite difference methods are used to
solve a family of two-point boundary value singular perturbation problems of reaction-
diffusion type. The analyses of these methods were presented and comparative results in
terms of accuracy and convergence were displayed. The evidence of higher accuracy and
faster convergence of FOFDM over FMFDM is indicated theoretically and numerically.
It is worth mentioning that, despite this drawback, FMFDMs enjoy the layer-resolving
property due to the fact that they are applied on very fine meshes in the layer region(s).

To boost the accuracy of FMFDMs, defect correction methods were discussed in Chap-
ter 3 for convection-diffusion problems. These are post-precessing techniques through
which a low order stabilised method is combined with a high-order method that is less
stable to obtain a higher-order and stable method. Therefore defect correction methods
bear improved results. However, since they are based on piecewise meshes, they are not

easily extendable to higher dimensions.

86



It is well known that FMFDMSs are layer-resolving. They are, however, less accurate
than FOFDMs which do not enjoy the layer-resolving property. In Chapter 4, we presented
the main results of this work. We combined FMFDMs and FOFDMs to design a new finite
difference method. This method was analysed for convergence. We found that this hybrid
method is more accurate than FMFDMs and is also layer-resolving.

Due to space limitation, we did not investigate the hybridisation above for reaction-
diffusion problems. Moreover, like FOFDMs, we believe the proposed hybrid method
is extendable to problems in higher dimension. We are currently working in these two

directions
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