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Numerical Reconstruction of Radiative Sources from Partial Boundary
Measurements”

Hiroshi Fujiwara®, Kamran Sadig®, and Alexandru Tamasan®

Abstract. We consider an inverse source problem in the stationary radiative transport through an absorbing
and scattering medium in two dimensions. Using the angularly resolved radiation measured on an
arc of the boundary, we propose a numerical algorithm to recover the source in the convex hull of
this arc. The method involves an unstable step of inverting a bounded operator whose range is
not closed. We show that the continuity constant of the discretized inverse grows at most linearly
with the discretization step, thus stabilizing the problem. Numerical examples presented show the
effectiveness of the proposed method.

Key words. radiative transport, source reconstruction, numerical solution to Cauchy type singular integral
equations, A-analytic maps, Hilbert transform, Bukhgeim—Beltrami equation, optical molecular
imaging

MSC codes. 65N21, 45E05
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1. Introduction. Let Q be a two-dimensional convex domain with smooth boundary, let
A be an arc on its boundary 92, and let Q* := Conv(A) N Q) be its convex hull inside €; see
Figure 1. In the stationary case, when generated by a source of radiation ¢ embedded in €2,
the density I(z,&) of particles at z € Q moving in the direction ¢ € S solves the radiative
transport problem: for (z,£) € Q x St

(L) &V + (o) + () =) [ i€ €018 )doe =alz).

(1.2) 1(z,8) Ir_=0,
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Figure 1. Exiting radiation is measured only on A.

where p, and us are, respectively, the absorption and the scattering coefficients, and p is the
scattering phase function. The latter represents the probability at which particles change
direction from &’ to & due to scattering at z. In particular, [, p(2;€-¢') dog =1, with dog
denoting the arc element on S!. In (1.2) we distinguish the inflow boundary I'_ = {(2,¢) €
00 x St v(z)-€ <0}, where v(z) is the outer unit normal at z € 992. The boundary condition
(1.2) indicates that no radiation enters the domain from outside .

We are concerned with the following inverse source problem: Reconstruct the unknown
internal isotropic source ¢ in QF from measurement of the outflow I|x, on Ay, where

A ={(z8eAx S v(z) >0}

The medium (as characterized by pa, ps, and p) is assumed to be known.

The inverse source problem above has applications in medical imaging: In a nonscattering
(us = 0) and nonattenuating (i, = 0) medium the problem is mathematically equivalent to the
one occurring in classical computerized X-ray tomography (e.g., [3, 14, 25], but note that ¢ in
(1.1) then encodes the absorbing property of the medium). In a nonscattering (us = 0), but
attenuating medium (u, > 0), such a problem appears in Positron/Single Photon Emission
Tomography (PET/SPECT). For applications in scattering media (us > 0) the inverse source
problem for (1.1) is the two-dimensional version of a problem in Optical Molecular Imaging
[1, 18, 20] for cylindrical media when the optical properties and the source are constant in
one direction.

If the exiting radiation is known on the entire boundary (case A = 912), then ¢ is uniquely
determined in 2 as shown in [31] in the Euclidean domains, and in [29] on a simple Riemannian
surface with small curvature. Theoretical reconstructions from complete boundary data have
also been proposed in [2] in weakly scattering media and, for nonweakly scattering media in
[4, 8, 9], see also [30] for slab domains and data on both sides of the boundary.

For the case where exiting radiation is known only on a part of the boundary, the singular
support of the source can be recovered in a specific subdomain [15]. To the best of the
authors’ knowledge, there are no known results to quantitatively determine ¢ in the entire
domain 2. However, the unique determination of the source g|g+ from data on an arc of the
boundary has been recently established by the authors in [10]. The reconstruction method is
based on Bukhgeim’s theory of A-analytic functions [3] and summarized in section 2. While
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a classical spectral analysis argument in [10] showed the problem to be ill-posed, the naive
implementation (regularization by discretization only) produced better than expected results.

Here we analyze the ill-posedness in the problem as it arises in the numerical algorithm
and propose two regularized methods to effectively reconstruct ¢ in Q7 from exiting radiation
on A. In particular, Theorem 3.1 shows that the ill-posedness is not severe, thus explaining
the preliminary reconstructions imaged in [10]. Different from [9], in here the data is given on
a part of the boundary. We know of no other method for quantitative imaging of a radiative
source in stationary radiative transport, where data is collected on one side of the boundary.

Key to the partial boundary data case is the uniqueness of solution to the Cauchy type
singular integral equation (CSIE)

(1.3) [I —bH.f(x)=®(x), —c<z<ec,

where [ is the identity operator, b is a complex parameter, and

(1.4 mi@) = o [ T,

is the finite Hilbert transform of functions on (—c,c). Motivated by its applications to airfoil
in aerodynamics and fracture mechanics in elasticity, numerous literature has studied CSIkEs
[5, 12, 13, 16, 24, 33] for the case b #i. However, our problem leads to consider (1.3) for b=1.
It is known [21, 26] that the spectrum of iH, on L%(—c,c) is the interval [~1,1]. Fortunately,
1 is not in the point spectrum of iH, [11, 35], thus allowing one to invert (I — iH,) in its
range. Unfortunately, the range of (I —iH,.) is a dense proper subset of L?(—c,c) yielding
an unstable inversion with the discretization schemes rendered ill-conditioned. The spectrum
analysis by itself does not shed light on how severe this ill-posedness can be.

In section 3 we analyze this ill-posedness in the case of the piecewise constant approxima-
tion, show unique solvability, and estimate a degree of ill-conditionedness of our discretization
scheme.

In section 4 we formulate two numerical algorithms, which are implemented in the numer-
ical experiments in section 5.

2. Preliminaries. This section provides a brief summary of the theoretical method used
in our numerical reconstruction. For details we refer to [10, 11] and references herein.

We use the identification of spatial points z = (21, 29) € R? with their complex represen-
tation z = 21 + 1429 € C, and identify velocities ¢ € S! with § € R/2m by the standard polar
coordinate & = (cosf,sin@). Derivatives 0 = (9, —i0.,)/2 and 0 = (9, + i0,,)/2 convert the
advection operator to & -V, =e 9 + €¥0.

The exact solution I to the problem (1.1) and (1.2) has the Fourier expansion with respect
to & in L2(S1),

I(2,£(0) = > In(2)e™.

meZ

Our boundary data is equivalent to knowledge of the sequence (I,,|p ; m € Z) on A. Suppose
that there exists a positive integer M such that p is sufficiently well approximated by its
Fourier polynomial in the angular variable,
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p(zEE) R D pm(2)e™,

[m|<M

where 6 = arccos(§ - &').
Since q is isotropic, and I is real-valued, the radiative transport equation (1.1) decomposes
into the infinite elliptic system in €

(2.1) 06 + 0I_1 + pelo = 2mpspolo + g,
(22) gj—m +0I 2+ ped 1 =27 psp_m—1l _m—1, 0<m<M-—1,
(2.3) OI_pp 4+ 01 _py—o 4+ piI_pp_1 =0, m> M,

where for brevity we let uy = pa + ps. In particular, (2.3) shows that the sequence I =
(I_mm|q; m > M) solves

(2.4) O + L2014 LI =0, in Q,

where £ denotes the left shift operator £(I_ps, I _pr-1,-..)= (I_p—1,I0—2,...) and L2 is the
double shift.

One key fact in the reconstruction method is that solutions of (2.4) are in a one-to-one
correspondence with solutions J = (J_,,|q ; m > M) of the £?-analytic equation

(2.5) 0J + £20T =0 in Q.

This correspondence is via the convolution with the Fourier sequence of the special integrating
factor originally introduced in [6]. More precisely, let

1
(2.6) hlp](2,€) := Dlpe)(2,€) — 5 (I —iH) Rl ](2 ),
where £+ is the counterclockwise rotation of & by /2, D is the divergent beam transform
Dlaz6) = [l e6)ai
R is the Radon transform in R?,

Rl (s,€) = / (6 + t€5) di

and H is the Hilbert transform

1 f®)
H = —D.V. dt.
A6 = o [ 18
As shown in [6], for each z € 2, the map £ — h(z,§) is the trace on the circle of an analytic

function in the unit disc. In particular, h and, thus e*” have only positive Fourier modes

hlul (.£(0)) Za )™ (2,6) e x S,
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and
ethliml(= Z B ()€™, (2,§) € x S,
If we define
(2.7) Zaj Mom—j(2), z€Q,m>0,

then one uses the fact that £-Vh(z,£) = —ug(2) to check that J solves the £2-analytic equation
(2.5). Moreover, given J, one recovers I via

(2.8) Zﬁj I moj(2), 2€Q, m>0.

We refer to [27, 28] for details.

Solutions to (2.5) are said to be £2-analytic in the sense of Bukhgeim [3]. An important
property of £2-analytic sequences is that they obey a Cauchy-like integral formula. For any
simple piecewise-smooth closed curve v C €, the values of J at any point enclosed by 7 is
determined by the values of J on «. More precisely, for z enclosed by -,

(29)  Jomlz) =

2771'2'7(—2

1 d¢__dC -7\
+2m'/7<c—z )Z‘]’”f << ) A m= At

If we were to measure the outflow I on the entire boundary 05, then (2.7) would yield
(J_mloq; m > M) on the boundary, and (2.9) would give (J_p,|q;m > M) in ©, and then via
(2.1) the source ¢ would be obtained in 2. This was the strategy used in [8, 9]. However, in
our problem [ is only known on the open arc A; see Figure 1.

Upon a rotation and translation of the domain, we may assume that the chord C joining
the endpoints of A is the interval (—c,c) on the real axis for some ¢ > 0. We may also assume
that A lies in the upper half plane {Im(z) > 0}.

Using (2.9) on A UC and taking the limit QT > 2z — x € C, the second term in the right-
hand side vanishes by virtue of continuity [28]. Hence the Sokhotski-Plemelj formula yields
the CSIE

(2.10) (I —iHo)J—p(x) =2P [J_m|al(x), z€C,
where
Pl =5 [

{ d¢ dg © -z J o
Cor A<C—z >JZ:Jm 25 (¢ <<_ ) z€QT,m> M.
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By solving (2.10), we determine the sequence (J_,,|c; m > M) on the chord C. Together
with the data on A, the sequence (J_,,|a0+; m > M) is now known on 9Q* and an application
of (2.9) yields its values in Q*:

Jom(z) = 1/6 J_m(t)dt

2 ) . t—2z

9 - —m—2j(2 dt+ P |J_m ,
Jr27Tz' e <t—z t—z> ;J 2j(><t—z> + P [J-m|a)(2)

2€QT, m> M.

The system (2.2) yields a system of elliptic initial value problems for I_,,, 0 <m < M —1,
which can be solved iteratively in decreasing order of m starting with m = M — 1, and ending
with m = 0. More precisely, we obtain

{8I_m:f_m inQF, 0<m<M—1;

I_|A : given,
where f_,, =—0I_—o+ 2mpusp—m—1 — pt)I—m—1. The Cauchy—Pompeiu formula [34] yields

_ 1 Ln(Q) . 1 [ fom(§+in)
(2.11) I_m(z)_zm,/8Q+ | =,

Again, by taking the limit Q7 > 2 — x € C and using the Sokhotski-Plemelj formula, we
obtain the CSIE

(2.12) ([ il p(z) = —2 [ L=mlFimdedn |1 [ L)oo

T Jor () +in miJa (-

This is again an equation like (2.10) with a different right-hand side. The solution to the
equation (2.12) determines I_,, on the chord C.

Since the trace of I_,,|p on A is given for 0 < m < M, we have now determined the
trace of I_,, on the entire boundary of Q*. The values of I_,, in Q" can be obtained by the
Cauchy—Pompeiu formula (2.11):

L[ Enleridan, L[ En@y L[ Ene) g,

p(z)=—= — ¢ + —
m(?) T Jor  (E—2)+1in +27ri A C—2z C+27ri e T—2

Downloaded 08/10/23 to 130.54.130.252 . Redistribution subject to CCBY license

With Iy and I_1 now computed in QF, the source ¢ is determined via (2.1).

3. On the numerical stability in a singular integral equation of Cauchy type. A key step
in our reconstruction procedure requires solving the Cauchy type singular integral equations
(CSIE) (2.10) and (2.12), both of which are of the type

(3.1) o(x) — %p.v. ’ j(_y;dy =®(z), ze€(—cc).
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Since the spectrum of iH, with the finite Hilbert transform H. in (1.4) is [-1,1], the
operator [(1+€)I —iH. ™! is bounded on L?*(—c,c) for any € > 0. This remark leads to the
regularization of (3.1) via solutions to

(3.2) (14 ) (z) — %p.v. _C jﬁfyjdy —d(z), we(—c0).

One could approach solving (3.2) by considering solutions to

(3.3) (1+6)¢6(:1:)—§p.v. " oely

e

;dy =®(z), z€(—c0c),

and then letting b — 3.
If b is a real number, it is well known [12, 24, 33] that, for any ® € L?(—c,c) and € > 0,
(3.3) has the unique solution given by

(I14+€)®(x) b e7(®) /c e "W (y)

4 - 2 _
(3-4) Oc() (1+e2+02 7(1+e2+02 )., y—= dy, z€&(=cc),
where

T(z) = —lArctan log &%
oo Tte ®cra

The solution (3.4) depends continuously on the parameter b as long as (1 4+ ¢€)? + b% # 0.
For € > 0 fixed, since (1 + €)? + b? # 0 for b along the segment joining 0 and i, the solution
to (3.2) is obtained by setting b =14 in (3.4). In the numerical evaluation we are then led to

calculate
(3.5) e™®) = cos (’ylogc+x> +isin (’ylogc+x> ,
c—x c—x
where
B 1 1 2+4+¢€
7= 27 €

However, infinite oscillations near the end points z = ¢ make the numerical treatment of e”
difficult. While one could try some particular numerical integration scheme, e.g., as in [32],
choosing optimal truncation parameters seems nontrivial.

It is also known [5] that the solution to (3.3) can be approximated by

(@) =Y Cow(z/e) P (z]c),

where

©) 2023 SIAM. Published by SIAM under the terms of the Creative Commons 4.0 license
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and P,g“ ) (t) is the Jacobi polynomial. In this algorithm the coefficients C,, are given by

1sinmu

= (=p,—v) -1
="y pus) / 1P n (t)w™" (1) ®(ct) dt,

with

ortvtl  Pn+pu+1)(n+v+1)
2n+p+v+1l nlTn+pu+v+1)

Unfortunately, due to the presence of the factor 1/w in the integrand, the numerical integration
in C), is as inefficient as using the solution formula (3.5).

To circumvent these inefficiencies we propose solving (3.2) via a Galerkin approximation
scheme.

Let N be a positive integer, let I,,, = (—c + (m — 1)Ax, —c + mAzx) denote equi-spaced
intervals on (—c,c) with Az = 2¢/N, and let x,, be the midpoint of I,,,. Let x,,(z) be the
characteristic of I,,,. The approximation

97(1%”) —

N
ben = Perxp(r)

k=1

to ¢. in L?(—c,c) by elements in span{x,, ; 1 < m < N} reduces (3.2) to the semidiscrete
equation

(3.6) (14 €)pe mAz — ;iqﬁe,k /c (p.v_ /C Xk(y )dy) Yo () di

—c r—y
z/ O(z)xm(x)dr, 1<m<N.

Furthermore, by adopting the midpoint rule,

/ (p.v./ XY )dy) m () d:n%p.v./ XY )dyA
—c - T—=Y — Tm —Y
T —Ax/2 c
~ / +/ Xk dy
—c Tm+Ax/2 Im —Y

0, k=m;
= d Ax?
Ax/ Y _~ x , k#m,
I Tm —Y Tm — T
(3.6) reduces to the linear system
(3.7) (14 €)em — Z ‘m =®d,,, 1<m<N,
k;ém
where

1
@m—m/lm@(m)dx or ®(xy,).
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Note that (3.7) could also be interpreted as the discretization by the collocation method and
the composite midpoint rule, where ¢, would correspond to ¢¢(xm,).
Let Hy be a square matrix of order N whose (m, k)-entry is

11
- k-
heo=dam—k M7k
0, m=k.

The norm of Hy in ¢? norm as a linear transformation on C" is known from Montgomery—
Matthews’ inequality [17, 22, 23] to be estimated by

1
(3.8) HHNH2S1_N'

As a direct corollary, our proposed numerical procedure satisfies the following properties.

Theorem 3.1. For any € >0 and any positive integer N, (1+¢€)En —iHy is strictly positive
definite on CV, where Ey is the identity matriz of order N. Moreover, the condition number
in the 2-norm is estimated by the following:

o if e=0, then

(3.9) condg(Ey —iHy) <2N —1,

and it grows at most linearly with respect to N;
o if €>0, then

2
(3.10) conds [(1 Ye)Ey —iHy| <147
€

18 uniformly bounded with respect to N.

Proof. Noting that (1+4¢€)Ex —iH is Hermitian, suppose that A € R satisfies [(1+¢) En —
iHy)z = Ar with some € CV \ {0}. Then, iHyz = (14 ¢ — Az and by the Montgomery—
Matthews’ inequality (3.8),

1
[+ e= A <[ Hyll, <1 -+
Therefore
0<e+ ! <A A<2+ !
€ N SAS € N

Theorem 3.2. For any € > 0, positive integer N, and (<I>m) € CN, there exists a unique
solution (¢em) € CN to (3.7).

Theorem 3.2 directly guarantees that the algorithm proposed in the next section does not
break down.

One may derive more accurate discretization to solve (3.2) by choosing proper collocation
points [5] that adapt to the singularity of the solution at the end points, or more accurate
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quadrature methods. For example, if ¢ € C? in a neighborhood of the chord C, then the
principal value integral can be evaluated as in [9, 19], and then (3.2) becomes

i

(1 900) == (= [ vt -+ on(o)log ) —a(a),

C—X
with
¢6(x) _(z)e(y) .
Y(z,y) = r—y dkats

Note that the integral on the left-hand side is now in the sense of Riemann. The composite
midpoint rule and second-order approximations to ¢, yields the linear system

) c+Tym 0 1 i De ke
3.11 1 ——1 — _ - — S L
( ) te ﬂOgc—xm+7er—k Pem Wzm—k;
k#m k#m
i _%¢e,3 + 2¢€,2 - %Qbe,la m= ]-a
+ - 3Pem+1 — 2Pem—1, l<m<N, p=®,,, 1<m<N.
T

%QZ)G,N*Q - 2¢6,N71 + %Qse,N’ m=N

To differentiate between the numerical method that uses (3.7) from the one that uses
(3.11) in the numerical solvability of the singular integral equation (3.2), we call the former
the cut-off method, and the latter the extracting logarithmic singularity (ex-log) method.

The condition numbers of (3.7) and (3.11) for e =0, 0.01, and 0.1 obtained numerically
are depicted in Figure 2 where the horizontal axis is the size of the matrix N and the vertical
axis is the condition number in the logarithmic scale. These results indicate that (3.7) is
numerically more stable than (3.11), and the instability of (3.7) with e =0 is not serious.

4. Reconstruction algorithm. In this section, we present the numerical algorithm for the
source reconstruction.

Recall that the absorbing and scattering medium (as characterized by pa, us in Q, and p
in Q) is known. Assume that A has a smooth parameterization ((w) for w™ <w <w™, with
((wF) = £e. Outflow through A, Ieasured(C,€), is sampled at ((x,&(0)) € 'y with (i € A,
where (i, ..., (x are K distinct points on A, and 6, = 27t/T for a positive integer T. We
assume that (x = (@) and w™ <01 <Dy < -+ <wg <w™t.

Step 1. Let wy = (W + @py1)/2 for 1 <k < K -1, wg = w™, and wx = w™. Write
Awp = wp —wi—1 and ¢ = (@) for 1 < k < K. This leads an approximation by the
composite midpoint rule

K
JRIGESD I
A k=1

Step 2. We introduce an inscribed polygonal domain QX ~ Q" whose closure includes C
and take a triangulation 7 = {7y} of QZ, i.e., each 717 is a triangular domain, 7, N1, = () if
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Figure 2. Condition numbers in 2-norm to linear systems by the cut-off method (3.7) and the ex-log method
(3.11).

¢ # k, and ﬁ =J77. Let Pi(T) denote the set of the piecewise linear continuous functions
¢
with respect to 7. We denote by V the set of vertices of T, and by 7, the centroid of 7.

Step 3. Fix positive integers N, M, and S. On the chord C, we allocate nodes z, =
—c+(n—1/2)Az, 1 <n < N with Az =2¢/N. These are involved in the composite midpoint
rule on C as

N
/ @) deaY flan)Ac,
c n=1

The integer S should be chosen sufficiently large to truncate (2.3), at least S > M + 3.
Step 4. For 0 <m < .S and (; € A, compute

~

—1

=3 e (el (G, €(60) )

Am.k = T
t

I
=)

Step 5. For 0<m < S — M — 2, compute

T—1
1 )
Bne = > exp(hlpu] (20, (6) ) e~ “ev
t=0
and
1 T-1
c _ = —i(—m)0,
Bn=7 2 exp (lue)(@n: £(0:)) ) ™, el
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The function h[ut] is evaluated by the use of midpoint rule with a quadrature rule taking the
singularity of the Cauchy kernel into account [9, 19].

Step 6. For 0 <m < .S, compute

=
I, = Zfbd G E(0)) ™0 e A,
where

Imeasured(c:kvg(et)) onI['y;

Tna (e, §(0r)) = {0 onl'_.

Let 7%, a piecewise constant approximation: 7%, (¢(w)) =72 Wi—1 <w < Wg.

m,k>

Step 7. For M <m < S, compute

mk_ZaSk —m—s,k> CkGA

Step 8. Form=S—2,5—3,..., M, find the solution to the system of linear equations

j_CmJ P:m({El)
(En —iHN) : = : :
J—m N P:m(xN)
where
,me o L7—m
(@) 27Tk:133—Ck ok
K — j
1 ; G —7T
—i—Z{Im( k )Awk} > ij()
= Gk = m+2<m+2j<8 SN

Step 9. Compute J (z) for M <m < S —2 and z, € VNQT, where

N
T () =P+ 2oy L ge

Downloaded 08/10/23 to 130.54.130.252 . Redistribution subject to CCBY license

211 Ty — 2 '
N J
Az 1 1 Ty — Z
+2Tm‘ (a:n—z_xn—z> Z , jm2]"<xn—z>
n=1 m+2<m+25<S
Step 10. For z, € VN QT, compute

S—M—2

—MK Z BS Zj M S(ZE)

s=0
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and
S—M-3
O+
L1, = Z CAN M 1 (20)-
s=0

Step 11. For x, € C, compute

S—M—2

_ C C

o Z ﬁsvnj—M—s,n
s=0

and
S—M-3
C C C
ZfM ln Z ’85”‘7 —1—s,n’

s=0

For m = M, M + 1, denote by Z€, the piecewise constant approximation on C: Z¢, (x) =
Zn 1 mxn( )

Step 12. Find Iﬁg =Y ajp; € P1(0Q)) by the L:-best approximation to I/_\M (of Step
6) and IfM (of Step 11), where ¢; is the periodic and piecewise linear continuous function on
oO" with ¢, (vk) = d;1 (Kronecker’s delta) and v, € VN IQT. For a more detailed example,

see [9]. Now, {Z v AE V' NQ*t}in Step 10 and I?%; uniquely determine Z_, € P(T).

Similarly, we can obtain Z_y, | € Py (7).

Step 13. For m=M —1,M —2,...,1,0 (in descending order), find Z,, € P;(T) as follows.
Assume that Z_,,_2,7Z_,,—1 € P1(T) are already computed. If Z_,, s|,, = agz1 + bpza + ¢y,
then 0Z_p,—2|;, = (ag —iby)/2. For 7y € T compute

Fompe=—0L sy alr, + {27ps(re)p—m—1(1e) — pe(r0) YL -m—1(r¢)-

Compute for z,, € C,

2 Fom,e| el G Awy A
Rty Zodl, 15 dbog,

re—x —x
T €T ¢ n Ck n

where |74| is the area of 7y, and 7, is the complex representation of its coordinate. Then solve
the linear equation

A R_m1
(Ex—iHy) |0 [ =]
Ifm’ N R_m.N
And compute for z, € VN QT,
" 1 Fm.ilT Aw Az ¢
IQm’EZ_WT;_ T —JLZ| 2mi Z g:—zlz ﬁmk—i_ QWZ;xniLZg
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with r; expressed in C again. For z, € VNoQT, find IQ%; ep (8QZ) by the best approxima-
tion in the L? sense to Z%,, and ZC,, similarly to Step 12.
These {Z?:M c 2o VNQt) and 799 give T_,, € P (7).

Step 14. For each triangle 7, € T, let Z_1|;, = agx1 + bpxa + ¢o. The reconstruction of ¢,
is given by (2.1),

qe = Re(ag) + Im(be) + {pe(re) — 2mps(re)po(re) YRe(Zo(re)).

This ends the algorithm.

We remark here on the dual role played by the truncation parameter M as a regularization
parameter to control both accuracy and stability. On the one hand M sets the degree of the
trig-polynomial (in the angular variable) approximation of the scattering phase function p(z;-)
influencing the accuracy. On the other hand, the terms after the Mth mode in the system
(2.2) are truncated, thus resulting in (2.3). This also leads to truncation of higher frequency
modes of the solution, which, in general, help the stabilization of the numerical procedure.
Since the present algorithm gives a pointwise reconstruction, one may choose a locally optimal
M, e.g., by observing (for several values of M ) the degradation of accuracy in integration due
to the singularities of the Cauchy kernel near the boundary.

5. Numerical experiments. In this section the proposed algorithm is demonstrated to
show its validity. In particular, numerical results by the cut-off method (3.7) and the ex-log
method (3.11) are compared to solve CSIEs. An example of choice of parameters are also
exhibited. Throughout this section, all computations are processed on EPYC 7643 with the
IEEE754 double precision arithmetic.

Revisiting the example in [10], suppose that 2 is the unit disk with inclusions

Bi={(z1,22); (21 — 0.5)* + 25 <0.3%},

By = {(21,22) i (214 0.25)2 + (22 — \f>2 < 0.22} )
Bz ={(21,22); 21 + (22 + 0.6)* < 0.3%},
and
R={(z1,%2); —0.25 < z1 < 0.5, |22| < 0.15}.

See Figure 3. The internal source ¢ (to be recovered in 27 in our inverse problem) is given
by

2 in R;
q(z2)=<1 in ByU Bs;

0 otherwise.

The attenuation coefficient pu, = p, + 15 accounts for the absorption (via u,) and for the
scattering off of the direction of counting (via ps). In our numerical experiment ps = 3 in Q
and
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B

Figure 3. An absorbing and scattering domain €2: highly absorbing areas are B1 and Bs; the internal source
is supported in Bo U Bs U R.

2 in Bl;
pa(z)=q1  in By;

0.1 otherwise.

The scattering kernel is the two-dimensional Henyey—Greenstein (Poisson) kernel

/ 1 1-— 92
PlEE-E) =i (&-€)g+g*
with g =0.5.

Measurement data on the boundary arc A is obtained by the numerical computation
of the forward problems (1.1) and (1.2) with the above choice of coefficients. We use the
discontinuous Galerkin method with piecewise constant basis [7], where 2 and S! ~R/27 are
respectively divided into 27,407,104 triangular domains and 360 intervals with equal length.
The outflow is measured at 3,141 equi-spaced nodes ¢ € A in direction & € S' at 1 radian
intervals with (¢,€) € A;. Figure 4 illustrates the computed outflow through a few points on
the boundary arc A, where dependency on £ is represented in the polar coordinate with the
center ¢ indicated by cross symbols (x) and radius 27(¢,¢).

In the reconstruction, Step 2, the domain of interest Q% is approximated by QX and
consists of 8,631 triangles. The number of triangles used in the reconstruction is much smaller
than the one used in solving the forward problem, and they are not a sup-partition. In
particular, the numerical experiments avoid an inverse crime.

In order to determine the truncation parameter S in Step 3, the decay of a.,,, and G,
are examined. Figure 5 presents max{|am x| ; Cx € A} and max{|Bm¢|; ¢ € QT}, where the
horizontal axis is the mode m. The Hilbert transform is computed by the method in [9, 19]
with the composite midpoint rule. A comparison of two discretizations is shown in Figure 5:
The coarse discretization (indicated by the green + symbols) uses 100 spatial nodes for the
Hilbert transform and 360 angles for the Fourier series, whereas the fine discretization (shown
in purple x symbols) uses 10,000 spatial nodes and 2,880 angles. Both discretizations yield
numerical results in good agreement with each other, and ||, || < 0.01 and ||5,,|| < 0.01 for
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Figure 4. Measurement data I|n,. The red curves depict the outflow I1(¢,€) in polar coordinate centered
at ¢ (cross symbol X ) and radius 21((,€). The outflow through ¢ = (0,1) is magnified in the right figure. The
red inclusions show the highly absorbing regions given as a priori information (the medium is assumed to be
known).

1.0e+01 T T T 1.0e+01 T T T
x X x o(m™13) x ¥ x o(m13)
% * fine X * fine X
coarse + x*, coarse +

1.0e+00 1.0e+00

1.0e-01 ¢ 1.0e-01 ¢

maxy | amk |
max | Bm, |

1.0e-02 1.0e-02 ¢

1.0e-03 L 1.0e-03 L
1 10 100 1000 1 10 100 1000

mode m mode m

Figure 5. Decay of ||am]|| (left) and ||Bm|| (right). Green plus () symbols are results by coarse discretiza-
tion, while purple cross (X ) are those by fine discretization.

m > 175. By taking the number of measured directions into account, we adopt S =175 and
use the coarse discretization.

To choose an optimal truncation parameter M we use the criterion proposed in [9].
Namely, we compute the L?-norms of the imaginary part of the reconstructed ¢ for vary-
ing values of M, and choose the one corresponding to the smallest norm; see Figure 6. Note
that in choosing M we do not use information of the solution to the forward problem. For the
estimate of error introduced by the truncation of the scattering kernel, we refer to [9] (Propo-
sition 3.2). When the cut-off method with € = 0 is used, then |Img||2 attains the minimum
for M =10, while M =12 gives the minimum for the ex-log method with ¢ = 0.01.

Note that the parameters M and S are optimized without the use of the solution to the
forward problem.

CSIEs in Steps 8 and 13 share the same coefficient matrix (1 + €¢)Exy — iHy, and thus it
enables us to use LU decomposition for saving computational time. We take N = 2,000 so
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Figure 6. ||[Imq|l2 of numerically reconstructed source. (Left) CSIEs are solved by the cut-off method with
e = 0 yielding an optimal parameter M = 10. (Right) CSIEs are solved by the ex-log method with ¢ = 0.01
yielding an optimal parameter M = 12.
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Figure 7. Numerical solutions to CSIFE, jfngm in Step 8. The left and right figures, respectively, show
their real and imaginary parts.

that Az = 0.001 is close to Aw = 7/3,141. Figure 7 depicts numerical solutions J9173,n by
the cut-off method with e =0 and by the ex-log method with ¢ = 0.01 as the first iteration,
and they show similar trends. The results using the ex-log method with ¢ =0 are illustrated
in Figure 8. Note that both the real and imaginary parts in Figure 8 oscillate in seriously
wider vertical ranges than those in Figure 7. It shows that the ex-log method with € =0 is
worse ill-conditioned and harder to solve accurately. Numerical solutions IE"M and Ign as
the final iterations in Step 13 are shown in Figure 9, and contrasted with those (in orange)
computed directly using the numerical solution of the forward problem. Their real parts
are similar characteristics, and relative magnitudes of their imaginary parts to real parts
are also equivalently small. Figures 7 and 9 also indicate that numerical solutions by the
ex-log method have sharp peaks near the edges, while the cut-off method generates milder
variation.

In the cut-off method, the computation of P”,, in Step 8 took 233 seconds, while that
of j?;z in Step 9 took 1,093 seconds. These computations consume the bulk of the total
computing time (of 1,393 seconds). However, due to the pointwise nature of the reconstruction,
the proposed algorithm is amenable to parallelization. By using 48 threads of the OpenMP
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Figure 8. The real (left) and imaginary (right) part

by the ex-log method with € = 0.
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Figure 9. Numerical solutions to CSIE, 191,71 (upper) and Ign (lower) in Step 13. The left and right

figures, respectively, show the real and imaginary parts.

parallel computation, the total times for computing P_,, in Step 8 and JE’; in Step 9 are
reduced to 11 and 39 seconds, respectively, and the total time to 62 seconds. The numerically
reconstructed source ¢ in QT by the cut-off method with € = 0 is shown in Figure 10, and
by the ex-log method with ¢ = 0.01 is shown in Figure 11. The corresponding sections on
the dotted line are shown in the same figure on the right. We note that the singular support
of the internal sources is clearly identified, while the reconstructed values are quantitatively

reasonable.
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Figure 10. Numerical reconstruction of the source q by the cut-off method in (3.7) without e-regularization.
On the right is the reconstructed section on the dotted segment.
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Figure 11. Numerical reconstruction of the source q by (3.11) with e =0.01. The right graph is its section
on the dotted segment.
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