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Abstract
Purpose  This study aimed to identify clusters of lifestyle behaviours in toddlers and assess associations with socio-demo-
graphic characteristics.
Methods  We used data from the Dutch National Food Consumption Survey 2012–2016 and included 646 children aged 
1–3 years. Based on 24-h dietary recalls and a questionnaire, a two-step cluster analysis was conducted to identify clusters in 
the intake of fruit, vegetables, sugar-sweetened beverages and unhealthy snacks, physical activity and screen time. Logistic 
regression models assessed associations between socio-demographic characteristics and cluster allocation.
Results  Three clusters emerged from the data. The ‘relatively healthy cluster’ demonstrated a high intake of fruit and 
vegetables, low sugar-sweetened beverage and unhealthy snack intake and low screen time. The ‘active snacking cluster’ 
was characterised by high unhealthy snack intake and high physical activity, and the ‘sedentary sweet beverage cluster’ by 
high intake of sugar-sweetened beverages and high screen time. Children aged 1 year were most likely to be allocated to the 
‘relatively healthy cluster’. Compared to children of parents with a high education level, children of parents with a low or 
middle education level were less likely to be in the ‘relatively healthy cluster’, but more likely to be in the ‘sedentary sweet 
beverage cluster’.
Conclusion  Clusters of lifestyle behaviours can be distinguished already in children aged 1–3 years. To promote healthy 
lifestyle behaviour, efforts may focus on maintaining healthy behaviour in 1-year-olds and more on switching towards healthy 
behaviour in 2- and 3-year-olds.
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Introduction

Overweight and obesity can occur as early as toddlerhood. 
Globally, 5.7% of children under 5 years were overweight 
or obese in 2020 [1]. This is a major public health concern 
as childhood obesity increases the risk of other (chronic) 
diseases, affecting both physical and mental health [2]. 
Moreover, childhood obesity often tracks into adulthood [3]. 
The main underlying cause of overweight and obesity lies 
in lifestyle behaviour, which may be established at a young 
age and likely persists as the child ages [2, 4, 5]. Unfavour-
able lifestyle behaviours, such as the intake of energy-dense, 
nutrient-poor foods, including sugar-sweetened beverages 
and snacks, as well as high levels of sedentary behaviour, 
are positively associated with obesity [6, 7]. Contrarily, diets 
characterised by high amounts of fruits and vegetables, and 
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regular physical activity are associated with lower obesity 
risk [8, 9].

Many children do not meet the daily recommendations 
for dietary intake, physical activity and sedentary behaviour 
[10, 11]. However, children’s lifestyles can comprise both 
healthy and unhealthy behaviours simultaneously. Charac-
terising lifestyle behaviour patterns in children can support 
the understanding of interrelationships (i.e. co-occurrence 
and interaction) between multiple lifestyle behaviours. 
Ultimately, this can contribute to developing guidelines and 
interventions that simultaneously address multiple unfavour-
able lifestyle behaviours in children.

Exploratory, data-driven techniques, such as cluster 
analysis and principal component analysis, can be used to 
gain insight into behaviour patterns [12]. Reviews of studies 
applying these methods to identify lifestyle behaviour clus-
ters in children found that diet, physical activity and seden-
tary behaviour cluster in complex ways [13, 14]. In addition 
to clusters entirely characterised by healthy or unhealthy 
diets, physical activity and sedentary behaviours, clusters 
with a mixture of healthy and unhealthy behaviours have 
been commonly distinguished. To reach children most at 
risk of adverse health effects, it is essential to identify shared 
determinants of lifestyle behaviour clusters. As to determi-
nants of lifestyle behavioural patterns in children, it has been 
shown that age, sex and socio-economic status (SES) are 
associated with lifestyle behaviour patterns [13, 14]. Lower 
SES, mostly indicated by parental education level, was found 
to be associated with unhealthier lifestyle patterns [13–15]. 
How other socio-demographic factors are associated with 
lifestyle behaviour patterns in children remains unclear.

To our knowledge, most studies on the clustering of life-
style behaviours in children have been conducted in older 
children (≥ 5 years). Nevertheless, lifestyle habits develop 
early in life, and early identification of patterns and associ-
ated socio-demographic determinants might help to initi-
ate timely interventions for modifying lifestyle behaviours 
when needed. Therefore, our study aims to identify clusters 
of co-occurring lifestyle behaviours, including intake of 
fruit, vegetables, sugar-sweetened beverages and unhealthy 
snacks, physical activity and screen time, and analyse their 
associations with socio-demographic characteristics in chil-
dren aged 1–3 years who participated in the Dutch National 
Food Consumption Survey (DNFCS) 2012–2016.

Methods

Study population and data collection

We used data from the most recent DNFCS (2012–2016). 
The DNFCS is a recurrent survey on food and drinks con-
sumption among the general Dutch population and specific 

subgroups. A detailed description of the DNFCS 2012–2016 
has been published elsewhere [16]. Between November 2012 
and January 2017, 6733 people aged 1–79 years were invited 
to participate in the study. Participants were drawn from 
market research consumer panels, representative for the 
Dutch population with regard to age, sex, education level (of 
the parents or caretakers for children up to 18 years), house-
hold region and household location urbanisation level. Data 
collection was completed for a set of 4313 participants, com-
prising 672 children aged 1–3 years. For the current study, 
we included children with complete data on all lifestyle 
behaviours of interest (n = 646). A flowchart of the study 
population selection is presented in Supplementary File 1.

An age-specific, general questionnaire completed by the 
parent(s) or caregiver(s) provided socio-demographic char-
acteristics and information on lifestyle (e.g. amount of physi-
cal activity and electronic screen time) of the participating 
children. Dietary assessment was performed according to 
European Food Safety Authority (EFSA) guidelines [17]. 
Trained dieticians carried out two non-consecutive 24-h 
dietary recalls [19], equally spread across days of the week 
and seasons. The first 24-h dietary recall was conducted with 
a parent or caregiver during a home visit. The second 24-h 
dietary recall was completed by telephone about 4 weeks 
later. To adequately capture nutritional intake outside the 
home, for example at day care, both dietary recalls were 
combined with a food diary concerning the same day.

The Medical Ethical Committee of the University Medi-
cal Centre Utrecht approved the protocol and declared that 
the Dutch Medical Research Involving Human Subjects Act 
(WMO) was not applicable to the DNFCS 2012–2016 (ref-
erence number 12–359/C). Written informed consent was 
obtained from all parents/caregivers of participating children 
during the home visit.

Lifestyle behaviours

Diet

The foods and drinks consumed as obtained by the 24-h 
dietary recalls were classified according to the food groups 
of the Dutch food-based dietary guidelines (‘Wheel of Five’ 
guidelines) [20]. Foods and drinks are categorised ‘within 
the Wheel of Five’ when consumption is advised by the 
Dutch food-based dietary guidelines and ‘outside the Wheel 
of Five’ when it is recommended to limit consumption of 
that particular food or drink. For the drinks category, for 
example, water and tea are categorised within the Wheel of 
Five, whereas sugar-sweetened beverages are not part of it. 
All sweet and savoury snacks, such as cookies, ice cream, 
and crisps, are categorised outside the Wheel of Five. We 
used the average intake of the two recall days per partici-
pant of the food groups fruit, vegetables, drinks outside the 
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Wheel of Five (mainly sugar-sweetened beverages, therefore 
referred to as sugar-sweetened beverages in this paper) and 
snacks outside the Wheel of five (in this paper referred to as 
unhealthy snacks) in our analyses (g/day).

Physical activity

Time spent playing outside and participation in organised 
physical activity, such as swimming, toddler sports classes 
and dancing, was obtained from the general questionnaire. 
Parents or caregivers reported frequency of both activities 
on response categories ranging from ‘never/less than 1 day 
per week’ to ‘every day’. Response categories for average 
duration of playing outside ranged from ‘less than half an 
hour per day’ to ‘more than 3 h per day’. Average duration 
was converted from hours to minutes. Regarding organised 
physical activity, we translated one session as 60 min. We 
calculated the amount of physical activity (min/day) by the 
following equation: ((days playing outside * average dura-
tion of playing outside) + (days participating in organised 
physical activity * 60))/7.

Screen time

Time spent watching television or videos and using the com-
puter or other types of electronic screens (such as a handheld 
game console or tablet) was also obtained from the general 
questionnaire. Frequency and average duration per session 
were reported by the parents on scales ranging from ‘never/
less than 1 day per week’ to ‘every day’ and ‘less than half 
an hour per day’ to ‘more than 3 h per day’, respectively. 
Duration values were converted from hours to minutes. We 
calculated total screen time (min/day) by adding the amount 
of watching television/videos to the amount of computer/
other screen use: ((days watching television * average dura-
tion of watching television) + (days using the computer * 
average duration of using the computer))/7.

Socio‑demographic characteristics

Information on age, sex, migration background, parental 
education level, and household size were obtained from the 
general questionnaire. Children’s migration background 
(Dutch, Western migration, non-Western migration) was 
defined based on the parents’ or caregivers’ country of birth. 
Children were assigned to the latter two categories when at 
least one parent or caregiver was born abroad [21]. Paren-
tal education level was divided into three categories (low, 
primary education, lower vocational education, advanced 
elementary education; middle, intermediate vocational edu-
cation, higher secondary education; high, higher vocational 
education and university). The market research agency held 
data on household location region based on the Nielsen CBS 

division (west, north, east, south (of the Netherlands) and 
urbanisation level (strongly urbanised, > 1.500 addresses/
km2; moderately urbanised, 1.000–1.500 addresses/km2; 
hardly urbanised, < 1.000 addresses/km2).

Statistical analyses

All analyses were performed by using SPSS Statistics soft-
ware (IBM SPSS Statistics for Windows, Version 25.0. 
Armonk, NY: IBM Corp.). Characteristics of the children 
were described in percentages and medians. After standardi-
sation (by calculating Z-scores) of the lifestyle behaviour 
data, we performed a cluster analysis procedure comprising 
a hierarchical and consecutive non-hierarchical step. This 
cluster analysis approach was previously used by Fernández-
Alvira et al. [22] and Yang et al. [23]. First, Ward’s method 
using squared Euclidean distance was applied to create 
initial cluster centres, with solutions ranging from two to 
six clusters. Thereafter, non-hierarchical k-means cluster 
analysis based on these cluster centres was conducted. The 
stability of the generated cluster solutions was examined 
by repeating the clustering procedure in a random sample 
of 50% of the study population and testing cluster alloca-
tion agreement by Cohen’s kappa. Mean values of lifestyle 
behaviours per cluster were described. Logistic regression 
models (univariable and multivariable) were used to calcu-
late odds ratios (OR) for allocation to the generated clusters 
based on the socio-demographic determinants. We applied 
Bonferroni correction to adjust for multiple testing [p = 0.05/
(number of clusters * number of socio-demographic char-
acteristics)] [23].

Non‑response analysis

Of the 672 children aged 1–3 years that participated in the 
DNFCS, children with missing data on the lifestyle behav-
iours of interest (n = 26) were compared (on lifestyle behav-
iours and socio-demographic characteristics) with children 
with complete data (n = 646) by using independent t tests 
and Chi-square tests.

Results

Population characteristics

The study sample included 646 children aged 1 (34.2%), 
2 (31.0%) or 3 (34.8%) years, of which 49.7% were boys 
(Table  1). The majority of them were of Dutch origin 
(92.6%) and had parents with a high education level (66.7%). 
The most common household size consisted of four persons 
(43.5%). Participating children most often lived in the west-
ern part of the Netherlands (45.5%), which is analogous to a 
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strongly urbanised household location (45.7%). The children 
consumed a median of 140 g (IQR 114) of fruit, 49 g (IQR 
60) of vegetables, 362 g (340) of sugar-sweetened beverages, 
and 32 g (IQR 44) of unhealthy snacks per day. Further, they 
spent 54 (IQR 62) min/day on physical activity and used 
electronic screens for 39 min/day (IQR 78) (median values).

Non‑response analysis

Children with missing data on the lifestyle behaviours of 
interest (n = 26) all lacked data on physical activity only. 
These children did not differ with regard to the other lifestyle 
behaviours, nor in socio-demographic characteristics (for all, 

p > 0.05) with the children that had complete data (n = 646, 
data not shown).

Cluster description

Based on the dendrogram and highest Cohen’s kappa coef-
ficient, a three-cluster solution based on the six lifestyle 
behaviours appeared to be the most accurate (κ = 0.937). 
Cluster 1 (comprising 49.7% of all children) was labelled 
the ‘relatively healthy cluster’ because compared to chil-
dren in the other clusters, children in this cluster complied 
with guidelines relatively most [20, 24]. It was character-
ised by healthy dietary factors and low screen time as the 
Z-score was 0.14 (SE 0.05) for fruit intake, 0.25 (SE 0.06) 
for vegetable intake, – 0.54 (SE 0.03) for sugar-sweetened 
beverage intake, – 0.48 (SE 0.03) for unhealthy snack intake, 
and – 0.49 (SE 0.03) for screen time. High unhealthy snack 
intake (Z-score = 0.89, SE 0.11) and high physical activity 
(Z-score = 1.23, SE 0.09) were the main features of cluster 
2, which was therefore labelled the ‘active snacking clus-
ter’. Cluster 3 was mainly characterised by high intake of 
sugar-sweetened beverages (Z-score = 0.93, SE 0.07) and 
high screen time (Z-score = 0.83, SE 0.08) and was labelled 
‘sedentary sweet beverage cluster’. The ‘relatively healthy 
cluster’ comprised 76% of the 1-year-olds. The mean age for 
the ‘relatively healthy cluster’ was 1.7 (SD 0.8) years and 2.3 
(SD 0.7) years for the other two clusters (Table 2). Figure 1 
demonstrates the lifestyle behaviour Z-scores of the various 
clusters in a radar chart.

Association between socio‑demographic 
characteristics and cluster allocation

The ORs for cluster allocation based on the socio-demo-
graphic characteristics are presented in Table 3. Based on 
the three cluster solution, we used a Bonferroni adjusted p 
value of 0.003 [p = 0.05/(3*6)]. Children aged 1 year had 
higher odds for allocation to the ‘relatively healthy clus-
ter’ than children aged 3 years old, with an OR of 7.48 
(95% CI 4.91, 11.39; p < 0.001). Moreover, children aged 
1 year had lower odds for allocation to the ‘active snacking 
cluster’ and ‘sedentary sweet beverage cluster’ compared 
to children aged 3 years, with ORs of 0.27 (95% CI 0.16, 
0.46; p < 0.001) and 0.23 (95% CI 0.15, 0.37; p < 0.001), 
respectively. Compared to children of parents with a high 
education level, children of parents with a low education 
level had an OR of 0.06 (95% CI 0.01, 0.26; p < 0.001) for 
allocation to the ‘relatively healthy cluster’, and children of 
parents with a middle education level of 0.48 (95% CI 0.34, 
0.68; p < 0.001). Contrarily, children of parents with a low 
education level had an OR of 6.71 (95% CI 2.92, 15.40; 
p < 0.001) for allocation to the ‘sedentary sweet beverage 
cluster’, and children of parents with a middle education 

Table 1   Characteristics of children aged 1–3  years in the DNFCS 
2012–2016 (n = 646)

Values are frequencies with percentages for categorical variables and 
medians with interquartile ranges for continuous variables

Characteristic Value

Age
 1 year 221 (34.2)
 2 years 200 (31.0)
 3 years 225 (34.8)

Sex (boys) 321 (49.7)
Migration background
 Dutch 598 (92.6)
 Western migration 17 (2.6)
 Non-Western migration 31 (4.8)

Parental education
 Low 27 (4.2)
 Middle 188 (29.1)
 High 431 (66.7)

Size of household
 Two or three persons 186 (28.8)
 Four persons 281 (43.5)
 Five or more persons 179 (27.7)

Region of household location
 West 294 (45.5)
 North 75 (11.6)
 East 146 (22.6)
 South 131 (20.3)

Household location urbanisation level
 Strongly urbanised 295 (45.7)
 Moderately urbanised 141 (21.8)
 Hardly urbanised 210 (32.5)

Fruit intake (g/d) 140 (114)
Vegetable intake (g/d) 49 (60)
Sugar-sweetened beverage intake (g/d) 362 (340)
Unhealthy snack intake (g/d) 32 (44)
Duration of physical activity (min/d) 54 (62)
Duration of screen time (min/d) 39 (78)
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level of 2.13 (95% CI 1.47, 3.08; p < 0.001), compared to 
children of parents with a high education level. We found no 
associations between parental education level and the ‘active 
snacking cluster’. Children from households of two or three 
persons had higher odds for the ‘relatively healthy cluster’ 
than children from four-person households, OR 1.87 (95% 
CI 1.28, 2.73, p = 0.001). This association disappeared in 
the multivariable model. Sex, migration background, region 

of household location, and household location urbanisation 
level were not associated with allocation to any cluster.

Discussion

We aimed to identify clusters of lifestyle behaviours in 
Dutch children aged 1–3 years and assess associations with 
socio-demographic characteristics. Three distinct lifestyle 
clusters emerged from the data: the ‘relatively healthy clus-
ter’, ‘active snacking cluster’ and ‘sedentary sweet beverage 
cluster’. The socio-demographic factors age, parental educa-
tion level and household size were associated with cluster 
allocation. We found no associations with sex, migration 
background, region of household location and household 
location urbanisation level.

In accordance with our findings, previous studies dem-
onstrated healthy, unhealthy and mixed clusters in children 
[13, 14]. However, precise results differ, partly due to dif-
ferences in the behaviours considered and in behavioural 
assessment and clustering techniques. Gubbels et al. and 
Wang et al. also examined clustering of lifestyle behav-
iours in Dutch toddlers and identified two and three clus-
ters, respectively [25, 26]. Among 2-year-olds, a ‘seden-
tary snacking cluster’, characterised by high screen time 
and high intake of unhealthy snacks and drinks, and a 
‘fibre cluster’, mainly depicted by high intakes of fruit, 
vegetables and brown bread, and low white bread intakes, 

Table 2   Lifestyle behaviours by clusters of children aged 1–3 years in the DNFCS 2012–2016

a Overall most consistent with national guidelines
b Named after most distinguishing lifestyle behaviours
c g/day
d Min/day

Cluster 1 ‘relatively 
healthy cluster’a

Cluster 2 ‘active snacking 
cluster’b

Cluster 3 ‘seden-
tary sweet beverage 
cluster’b

N = 321 (49.7%) N = 135 (20.9%) N = 190 (29.4%)
Age, y, mean (SD) 1.7 (0.8) 2.3 (0.7) 2.3 (0.7)
Fruit consumption, mean (SD)c 160 (81) 147 (103) 129 (83)
Z-score (SE) 0.14 (0.05)  –0.01 (0.10)  –0.22 (0.07)
Vegetable consumption, mean (SD)c 69 (51) 53 (44) 40 (34)
Z-score (SE) 0.25 (0.06)  –0.09 (0.08)  – 0.36 (0.05)
Sugar-sweetened beverage consumption, mean (SD)c 242 (174) 398 (225) 676 (298)
Z-score (SE)  –0.54 (0.03)  –0.02 (0.07) 0.93 (0.07)
Unhealthy snack consumption, mean (SD)c 24 (20) 72 (45) 47 (29)
Z-score (SE)  –0.48 (0.03) 0.89 (0.11) 0.19 (0.06)
Physical activity, mean (SD)d 44 (35) 133 (52) 63 (39)
Z-score (SE)  –0.45 (0.04) 1.23 (0.09)  –0.11 (0.05)
Screen time, mean (SD)d 24 (26) 48 (43) 90 (57)
Z-score (SE)  –0.49 (0.03)  –0.01 (0.07) 0.83 (0.08)
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Fig. 1   Z-scores of lifestyle behaviours in clusters of children aged 
1–3 years in the DNFCS 2012–2016
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Table 3   Association of socio-demographic characteristics with clusters of children aged 1–3 years in the DNFCS

Values are ORs with 95% CI, calculated by using logistic regression
The * and ** indicate the significance level
Statistically significant values are highlighted in bold
a In the univariable models, each independent variable was entered separately
b In the multivariable models, all independent variables were entered simultaneously
c Overall most consistent with national guidelines
d Named after most distinguishing lifestyle behaviours *p < 0.05, **p < 0.003 (Bonferroni-corrected p value)

Univariable modelsa Multivariable models

‘Relatively healthy 
cluster’c 
N = 321
OR (95% CI)

‘Active snacking 
cluster’d 
N = 135
OR (95% CI)

‘Sedentary sweet 
beverage cluster’d 
N = 190
OR (95% CI)

‘Relatively healthy 
cluster’c 
N = 321
OR (95% CI)

‘Active snacking 
cluster’d 
N = 135
OR (95% CI)

‘Sedentary sweet 
beverage cluster’d 
N = 190
OR (95% CI)

Age
 1 year 7.48 

(4.91,11.39)**
0.27 (0.16, 0.46)** 0.23 (0.15, 

0.37)**
7.78 (4.92, 

12.31)**
0.30 (0.17, 0.52)** 0.22 (0.14, 0.37)**

 2 years 1.78 (1.19, 2.65)* 0.78 (0.50, 1.20) 0.70 (0.47, 1.04) 1.81 (1.18, 2.76)* 0.82 (0.53, 1.28) 0.67 (0.44, 1.02)
 3 years Ref Ref Ref Ref Ref Ref

Sex
 Girl Ref Ref Ref Ref Ref Ref
 Boy 1.01 (0.74, 1.38) 1.16 (0.79, 1.69) 0.88 (0.63, 1.23) 1.00 (0.70, 1.43) 1.23 (0.83, 1.84) 0.82 (0.57, 1.18)

Migration back-
ground

 Dutch Ref Ref Ref Ref Ref Ref
 Western migra-

tion
2.57 (0.89, 7.37) 0.22 (0.03, 1.66) 0.74 (0.24, 2.29) 3.42 (1.13, 10.39)* 0.19 (0.02, 1.44) 0.67 (0.21, 2.18)

 Non-Western 
migration

1.94 (0.92, 4.13) 0.12 (0.02, 0.86)* 1.14 (0.53, 2.47) 1.50 (0.63, 3.60) 0.16 (0.02, 1.18) 1.62 (0.69, 3.79)

Parental education
 Low 0.06 (0.01, 0.26)** 1.40 (0.58, 3.43) 6.71 (2.92, 

15.40)**
0.06 (0.01, 0.27)** 1.03 (0.40, 2.64) 5.91 (2.47, 

14.11)**
 Middle 0.48 (0.34, 0.68)** 1.15 (0.76, 1.75) 2.13 (1.47, 

3.08)**
0.41 (0.28, 0.61)** 1.18 (0.76, 1.82) 2.21 (1.50, 3.26)**

 High Ref Ref Ref Ref Ref Ref
Size of household
 Two or three 

persons
1.87 (1.28, 2.73)** 0.55 (0.33, 0.91)* 0.71 (0.47, 1.08) 1.18 (0.76, 1.83) 0.73 (0.42, 1.24) 1.03 (0.65, 1.65)

 Four persons Ref Ref Ref Ref Ref Ref
 Five or more 

persons
0.78 (0.53, 1.14) 1.29 (0.84, 2.00) 1.07 (0.72, 1.60) 0.65 (0.42, 1.00) 1.32 (0.84, 2.08) 1.21 (0.78, 1.87)

Region of house-
hold location

 West Ref Ref Ref Ref Ref Ref
 North 0.64 (0.38, 1.07) 1.13 (0.60, 2.10) 1.51 (0.89, 2.58) 0.70 (0.37, 1.29) 0.88 (0.44, 1.75) 1.55 (0.84, 2.86)
 East 0.91 (0.61, 1.35) 1.26 (0.78, 2.04) 0.93 (0.59, 1.45) 1.05 (0.66, 1.68) 1.11 (0.66, 1.88) 0.87 (0.53, 1.44)
 South 0.84 (0.56, 1.27) 1.13 (0.68, 1.88) 1.12 (0.71, 1.75) 1.04 (0.64, 1.70) 0.96 (0.56, 1.64) 1.00 (0.61, 1.64)

Household loca-
tion urbanisation 
level

 Strongly urban-
ised

Ref Ref Ref Ref Ref Ref

 Moderately 
urbanised

0.87 (0.58, 1.30) 1.03 (0.62, 1.72) 1.16 (0.75, 1.79) 1.12 (0.70, 1.78) 0.88 (0.51, 1.50) 1.05 (0.65, 1.69)

 Hardly urbanised 0.71 (0.50, 1.02) 1.47 (0.96, 2.26) 1.10 (0.74, 1.62) 0.90 (0.58, 1.40) 1.23 (0.76, 2.00) 0.96 (0.60, 1.51)
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emerged [25]. Clusters labelled as ‘unhealthy lifestyle 
pattern’, ‘low snacking and low screen time pattern’, and 
‘active, high fruit and vegetable, high snacking and high 
screen time pattern’ were distinguished among 3-year-olds 
[26]. Similar to these Dutch studies [25, 26] and to results 
from other countries [4, 27, 28], we demonstrated that 
high screen time levels often cluster with high consump-
tion of energy-dense products. Studies in children 5 years 
and older have suggested that screen time activities, such 
as watching TV, act as a conditioned cue to drink or eat 
and distract from feelings of satiety, which might be the 
two most important underlying mechanisms [29]. In addi-
tion, unhealthy food advertisements on TV, computer or 
other electronic screens may enhance this consumption 
behaviour [30]. Our other cluster demonstrated high physi-
cal activity co-occurring with high intake of unhealthy 
snacks. This was previously also found in Dutch children 
of 6 years old [23]. One could argue that parents offer their 
child a snack as a reward or energy replenishment after 
physical activity; however, possible explanations need to 
be further elucidated.

Children aged 1 year were most likely to be allocated 
to the ‘relatively healthy cluster’. As 1-year-olds have not 
been included in previous cluster analyses, this is a novel 
finding. Nevertheless, there are several reasons why life-
style behaviour in this age group might differ from those 
of 2- and 3-year-olds. Children aged 1 year have just tran-
sitioned from breast or bottle feeding and complementary 
foods to the family meal time routine. One could argue that 
parents are, therefore, still conscious of their child’s diet, 
which is reflected in a relatively higher intake of fruit and 
vegetables and lower intake of sugar-sweetened beverages 
and unhealthy snacks. This reason, more focus and con-
sciousness, may also be underlying the fact that children 
from a household with two or three persons—and therefore 
most likely one child—had higher odds for allocation to 
the ‘relatively healthy cluster’. The absence of an associa-
tion with household size in the multivariable model argues 
that another factor, possibly age, plays an underlying role. 
Children aged 1 year might also be more accepting of the 
(healthy) food their parents offer and most likely will not 
ask for unhealthy snacks, sugar-sweetened beverages or 
screen time themselves. They might also consume less of 
those unhealthier foods because of their lower nutritional 
needs and longer sleep duration than children aged 2 and 
3 years. We presume that the low amount of physical activ-
ity in the ‘relatively healthy cluster’ is an underestimation 
attributable to the physical activity items in the question-
naire. As forms of movement for children aged 1 year (e.g. 
creeping, crawling, floor play) had not been assessed in 
this questionnaire, the total amount of physical activity 
would probably have been greater. Nonetheless, as our 
results indicate that lifestyle behaviours are healthier in 

1-year-olds than in 2- and 3-year-olds, preventive efforts 
should focus on preserving healthy behaviours in 1-year-
old children, i.e. before unhealthy behaviours have rooted.

Although we have to be careful with strong statements 
given the small group of parents with a low education 
level, our results support previous studies that have shown 
that a lower parental education level is associated with 
clusters comprising less healthy behaviours in young chil-
dren [4, 23, 25–28]. It seems possible that lower-educated 
parents possess less knowledge about healthy lifestyle hab-
its for their children or that parenting practices and food 
environment mediate this association [31–33]. Howbeit, 
as parents play a crucial role in providing and controlling 
food and activity habits of children aged 1–3 years, inter-
ventions aimed at improving these habits should be tai-
lored to the needs of parents with lower education levels.

Strengths and limitations

Dietary assessment through 24-h dietary recalls is a major 
strength of our study, as it does not alter food consump-
tion and has an infinite degree of specificity of the foods 
consumed. In addition, 24-h dietary recalls are sensitive 
to culture-specific differences and, when repeatedly con-
ducted, can capture habitual dietary habits. The young age 
of the study participants, especially 1-year-olds, is another 
asset and adds new evidence to the importance of early 
preventive health care.

The young age of the participants might also be a limi-
tation, as age might have been the most important factor in 
distinguishing lifestyle clusters. Furthermore, it was tech-
nically impossible to calculate the exact habitual intake 
for every individual separately. Therefore, we used the 
average intake of the two recall days per participant as 
a reflection of habitual intake, but we are aware that this 
method might be less accurate. Data on physical activity 
and screen time were obtained by means of categorical 
questions. Although included as continuous variables in 
our analyses, the results of physical activity and screen 
time, therefore, have limited precision, i.e. are accurate 
to half an hour. We also acknowledge the sample size as a 
limitation that may have hampered the robustness of the 
clusters identified and may have led to selection bias. The 
low number of participants of non-Dutch origin and from 
parents with a low education level is another limitation 
that possibly affected the reliability and generalisability 
of our results. Due to the cross-sectional design of the 
DNFCS, we could not draw causal conclusions on the 
association between cluster allocation and weight status. 
Besides, data was obtained between 2012 and 2017 and 
new ‘Wheel of Five’ guidelines have been published in the 
meantime, which may affect current dietary intake.
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Conclusions

We distinguished three clusters of lifestyle behaviours 
in children as young as 1–3 years of age. Children aged 
1 year were more likely to be in the cluster that portrayed 
healthy behaviour than children aged 2 and 3 years, which 
suggests that maintaining healthy behaviour and changing 
towards more healthy behaviour should be promoted in 
these age groups, respectively. These preventive efforts 
should take parental education level into consideration. 
Future longitudinal research should assess cluster alloca-
tion evolution and its association with weight status.

Supplementary Information  The online version contains supplemen-
tary material available at https://​doi.​org/​10.​1007/​s00394-​022-​03056-x.

Author contributions  Conceptualisation: KJ, CR, JV-K, HR; formal 
analysis: AK; interpretation of results: AK, ES, LS-G, CvanR, JV-K, 
LE, SB, HR, KJ; writing—original draft preparation: AK; writing—
review and editing: AK, ES, LS-G, CR, JV-K, LE, SB, HR, KJ. All 
authors read and approved the final manuscript.

Funding  This study was conducted as part of the larger project ‘Nutri-
tion and lifestyle screening tool for youth healthcare 2019–2022’ and 
funded by the Dutch Ministry of Health, Welfare and Sport (VWS). 
The funding body had no role in the design and execution of the study 
or in interpreting the data and writing the manuscript.

Data and code availability  The data and code used in this study are 
available upon request from the corresponding author.

Declarations 

Conflict of interest  The authors declare that they had no conflicts of 
interest.

Ethical approval  The Medical Ethical Committee of the University 
Medical Centre Utrecht approved the protocol and declared that the 
Dutch Medical Research Involving Human Subjects Act (WMO) was 
not applicable to the DNFCS 2012–2016 (reference number 12–359/C). 
Written informed consent was obtained from all parents/caregivers of 
participating children during the home visit.

Open Access  This article is licensed under a Creative Commons Attri-
bution 4.0 International License, which permits use, sharing, adapta-
tion, distribution and reproduction in any medium or format, as long 
as you give appropriate credit to the original author(s) and the source, 
provide a link to the Creative Commons licence, and indicate if changes 
were made. The images or other third party material in this article are 
included in the article's Creative Commons licence, unless indicated 
otherwise in a credit line to the material. If material is not included in 
the article's Creative Commons licence and your intended use is not 
permitted by statutory regulation or exceeds the permitted use, you will 
need to obtain permission directly from the copyright holder. To view a 
copy of this licence, visit http://​creat​iveco​mmons.​org/​licen​ses/​by/4.​0/.

References

	 1.	 United Nations Children’s Fund (UNICEF), World Health 
Organization, & International Bank for Reconstruction and 
Development/The World Bank (2021) Levels and trends in child 
malnutrition: key findings of the 2021 edition of the joint child 
malnutrition estimates. WHO, Geneva

	 2.	 Kumar S, Kelly AS (2017) Review of childhood obesity: from 
epidemiology, etiology, and comorbidities to clinical assess-
ment and treatment. Mayo Clin Proc 92(2):251–265. https://​
doi.​org/​10.​1016/j.​mayocp.​2016.​09.​017

	 3.	 Singh AS, Mulder C, Twisk JW, van Mechelen W, Chinapaw 
MJ (2008) Tracking of childhood overweight into adulthood: 
a systematic review of the literature. Obes Rev 9(5):474–488. 
https://​doi.​org/​10.​1111/j.​1467-​789X.​2008.​00475.x

	 4.	 Lioret S, Campbell KJ, McNaughton SA, Cameron AJ, Salmon 
J, Abbott G et al (2020) Lifestyle patterns begin in early child-
hood, persist and are socioeconomically patterned, confirming 
the importance of early life interventions. Nutrients. https://​doi.​
org/​10.​3390/​nu120​30724

	 5.	 Kunaratnam K, Halaki M, Wen LM, Baur LA, Flood VM (2020) 
Tracking preschoolers’ lifestyle behaviors and testing maternal 
sociodemographics and BMI in predicting child obesity risk. J 
Nutr 150(12):3068–3074. https://​doi.​org/​10.​1093/​jn/​nxaa2​92

	 6.	 Keller A, Torre BD, S. (2015) Sugar-sweetened beverages and 
obesity among children and adolescents: a review of systematic 
literature reviews. Child Obes 11(4):338–346. https://​doi.​org/​10.​
1089/​chi.​2014.​0117

	 7.	 Poitras VJ, Gray CE, Janssen X, Aubert S, Carson V, Faulkner 
G et al (2017) Systematic review of the relationships between 
sedentary behaviour and health indicators in the early years (0–4 
years). BMC Public Health 17(Suppl 5):868. https://​doi.​org/​10.​
1186/​s12889-​017-​4849-8

	 8.	 Ledoux TA, Hingle MD, Baranowski T (2011) Relationship of 
fruit and vegetable intake with adiposity: a systematic review. 
Obes Rev 12(5):e143-150. https://​doi.​org/​10.​1111/j.​1467-​789X.​
2010.​00786.x

	 9.	 Carson V, Lee EY, Hewitt L, Jennings C, Hunter S, Kuzik N et al 
(2017) Systematic review of the relationships between physi-
cal activity and health indicators in the early years (0–4 years). 
BMC Public Health 17(Suppl 5):854. https://​doi.​org/​10.​1186/​
s12889-​017-​4860-0

	10.	 Steenbergen E, Krijger A, Verkaik-Kloosterman J, Elstgeest LEM, 
Ter Borg S, Joosten KFM et al (2021) Evaluation of nutrient 
intake and food consumption among Dutch toddlers. Nutrients. 
https://​doi.​org/​10.​3390/​nu130​51531

	11.	 Friel CP, Duran AT, Shechter A, Diaz KM (2020) U.S. children 
meeting physical activity, screen time, and sleep guidelines. Am J 
Prev Med 59(4):513–521. https://​doi.​org/​10.​1016/j.​amepre.​2020.​
05.​007

	12.	 Newby PK, Tucker KL (2004) Empirically derived eating patterns 
using factor or cluster analysis: a review. Nutr Rev 62(5):177–203. 
https://​doi.​org/​10.​1301/​nr.​2004.​may.​177-​203

	13.	 Gubbels JS, van Assema P, Kremers SP (2013) Physical activ-
ity, sedentary behavior, and dietary patterns among chil-
dren. Curr Nutr Rep 2(2):105–112. https://​doi.​org/​10.​1007/​
s13668-​013-​0042-6

	14.	 Leech RM, McNaughton SA, Timperio A (2014) The clustering 
of diet, physical activity and sedentary behavior in children and 
adolescents: a review. Int J Behav Nutr Phys Act 11:4. https://​doi.​
org/​10.​1186/​1479-​5868-​11-4

	15.	 D’Souza NJ, Kuswara K, Zheng M, Leech R, Downing KL, Lioret 
S et al (2020) A systematic review of lifestyle patterns and their 

https://doi.org/10.1007/s00394-022-03056-x
http://creativecommons.org/licenses/by/4.0/
https://doi.org/10.1016/j.mayocp.2016.09.017
https://doi.org/10.1016/j.mayocp.2016.09.017
https://doi.org/10.1111/j.1467-789X.2008.00475.x
https://doi.org/10.3390/nu12030724
https://doi.org/10.3390/nu12030724
https://doi.org/10.1093/jn/nxaa292
https://doi.org/10.1089/chi.2014.0117
https://doi.org/10.1089/chi.2014.0117
https://doi.org/10.1186/s12889-017-4849-8
https://doi.org/10.1186/s12889-017-4849-8
https://doi.org/10.1111/j.1467-789X.2010.00786.x
https://doi.org/10.1111/j.1467-789X.2010.00786.x
https://doi.org/10.1186/s12889-017-4860-0
https://doi.org/10.1186/s12889-017-4860-0
https://doi.org/10.3390/nu13051531
https://doi.org/10.1016/j.amepre.2020.05.007
https://doi.org/10.1016/j.amepre.2020.05.007
https://doi.org/10.1301/nr.2004.may.177-203
https://doi.org/10.1007/s13668-013-0042-6
https://doi.org/10.1007/s13668-013-0042-6
https://doi.org/10.1186/1479-5868-11-4
https://doi.org/10.1186/1479-5868-11-4


European Journal of Nutrition	

1 3

association with adiposity in children aged 5–12 years. Obes Rev 
21(8):e13029. https://​doi.​org/​10.​1111/​obr.​13029

	16.	 Van Rossum C, Buurma-Rethans E, Dinnissen C, Beukers M, 
Brants H, Dekkers A et al (2020) The diet of the Dutch: results of 
the Dutch national food consumption survey 2012–2016. RIVM, 
Netherlands

	17.	 European Food Safety (2014) Guidance on the EU menu method-
ology. EFSA J 12(12):3944. https://​doi.​org/​10.​2903/j.​efsa.​2014.​
3944

	18.	 de Boer EJ, Slimani N, van t’Veer P, Boeing H, Feinberg M, 
Leclercq C et al (2011) The European food consumption valida-
tion project: conclusions and recommendations. Eur J Clin Nutr 
65(Suppl 1):S102-107. https://​doi.​org/​10.​1038/​ejcn.​2011.​94

	19.	 Slimani N, Ferrari P, Ocké M, Welch A, Boeing H, Liere M et al 
(2000) Standardization of the 24-hour diet recall calibration 
method used in the european prospective investigation into cancer 
and nutrition (EPIC): general concepts and preliminary results. 
Eur J Clin Nutr 54(12):900–917. https://​doi.​org/​10.​1038/​sj.​ejcn.​
16011​07

	20.	 Brink E, van Rossum C, Postma-Smeets A, Stafleu A, Wolvers D, 
van Dooren C et al (2019) Development of healthy and sustainable 
food-based dietary guidelines for the Netherlands. Public Health 
Nutr 22(13):2419–2435. https://​doi.​org/​10.​1017/​S1368​98001​
90014​35

	21.	 Definition of migration background. Retrieved from https://​www.​
cbs.​nl/​nl-​nl/​onze-​diens​ten/​metho​den/​begri​ppen/​migra​tieac​hterg​
rond (accessed on Jul 28, 2021)

	22.	 Fernández-Alvira JM, De Bourdeaudhuij I, Singh AS, Vik FN, 
Manios Y, Kovacs E et al (2013) Clustering of energy balance-
related behaviors and parental education in European children: the 
ENERGY-project. Int J Behav Nutr Phys Act 10:5. https://​doi.​org/​
10.​1186/​1479-​5868-​10-5

	23.	 Yang-Huang J, van Grieken A, Wang L, Jansen W, Raat H (2020) 
Clustering of sedentary behaviours, physical activity, and energy-
dense food intake in six-year-old children: associations with fam-
ily socioeconomic status. Nutrients. https://​doi.​org/​10.​3390/​nu120​
61722

	24.	 World Health Organization (2019) Guidelines on physical activity, 
sedentary behaviour and sleep for children under 5 years of age. 
World Health Organization, Geneva

	25.	 Gubbels JS, Kremers SP, Stafleu A, Dagnelie PC, de Vries SI, de 
Vries NK et al (2009) Clustering of dietary intake and sedentary 

behavior in 2-year-old children. J Pediatr 155(2):194–198. https://​
doi.​org/​10.​1016/j.​jpeds.​2009.​02.​027

	26.	 Wang L, Jansen W, van Grieken A, Vlasblom E, Boere-
Boonekamp MM, L’Hoir MP et al (2020) Identifying patterns of 
lifestyle behaviours among children of 3 years old. Eur J Public 
Health 30(6):1115–1121. https://​doi.​org/​10.​1093/​eurpub/​ckaa1​09

	27.	 Saldanha-Gomes C, Marbac M, Sedki M, Cornet M, Plancoulaine 
S, Charles MA et al (2020) Clusters of diet, physical activity, 
television exposure and sleep habits and their association with 
adiposity in preschool children: the EDEN mother-child cohort. 
Int J Behav Nutr Phys Act 17(1):20. https://​doi.​org/​10.​1186/​
s12966-​020-​00927-6

	28.	 Miguel-Berges ML, Zachari K, Santaliestra-Pasias AM, Mourati-
dou T, Androutsos O, Iotova V et al (2017) Clustering of energy 
balance-related behaviours and parental education in European 
preschool children: the ToyBox study. Br J Nutr 118(12):1089–
1096. https://​doi.​org/​10.​1017/​S0007​11451​70031​29

	29.	 Marsh S, Ni Mhurchu C, Maddison R (2013) The non-advertising 
effects of screen-based sedentary activities on acute eating behav-
iours in children, adolescents, and young adults. A systematic 
review. Appetite 71:259–273. https://​doi.​org/​10.​1016/j.​appet.​
2013.​08.​017

	30.	 Andreyeva T, Kelly IR, Harris JL (2011) Exposure to food adver-
tising on television: associations with children’s fast food and soft 
drink consumption and obesity. Econ Hum Biol 9(3):221–233. 
https://​doi.​org/​10.​1016/j.​ehb.​2011.​02.​004

	31.	 Gibson EL, Androutsos O, Moreno L, Flores-Barrantes P, Socha 
P, Iotova V et al (2020) Influences of parental snacking-related 
attitudes, behaviours and nutritional knowledge on young chil-
dren’s healthy and unhealthy snacking: the ToyBox study. Nutri-
ents. https://​doi.​org/​10.​3390/​nu120​20432

	32.	 Rodenburg G, Kremers SP, Oenema A, van de Mheen D (2014) 
Associations of parental feeding styles with child snacking behav-
iour and weight in the context of general parenting. Public Health 
Nutr 17(5):960–969. https://​doi.​org/​10.​1017/​S1368​98001​30007​12

	33.	 Wijtzes AI, Jansen W, Jansen PW, Jaddoe VW, Hofman A, Raat H 
(2013) Maternal educational level and preschool children’s con-
sumption of high-calorie snacks and sugar-containing beverages: 
mediation by the family food environment. Prev Med 57(5):607–
612. https://​doi.​org/​10.​1016/j.​ypmed.​2013.​08.​014

https://doi.org/10.1111/obr.13029
https://doi.org/10.2903/j.efsa.2014.3944
https://doi.org/10.2903/j.efsa.2014.3944
https://doi.org/10.1038/ejcn.2011.94
https://doi.org/10.1038/sj.ejcn.1601107
https://doi.org/10.1038/sj.ejcn.1601107
https://doi.org/10.1017/S1368980019001435
https://doi.org/10.1017/S1368980019001435
https://www.cbs.nl/nl-nl/onze-diensten/methoden/begrippen/migratieachtergrond
https://www.cbs.nl/nl-nl/onze-diensten/methoden/begrippen/migratieachtergrond
https://www.cbs.nl/nl-nl/onze-diensten/methoden/begrippen/migratieachtergrond
https://doi.org/10.1186/1479-5868-10-5
https://doi.org/10.1186/1479-5868-10-5
https://doi.org/10.3390/nu12061722
https://doi.org/10.3390/nu12061722
https://doi.org/10.1016/j.jpeds.2009.02.027
https://doi.org/10.1016/j.jpeds.2009.02.027
https://doi.org/10.1093/eurpub/ckaa109
https://doi.org/10.1186/s12966-020-00927-6
https://doi.org/10.1186/s12966-020-00927-6
https://doi.org/10.1017/S0007114517003129
https://doi.org/10.1016/j.appet.2013.08.017
https://doi.org/10.1016/j.appet.2013.08.017
https://doi.org/10.1016/j.ehb.2011.02.004
https://doi.org/10.3390/nu12020432
https://doi.org/10.1017/S1368980013000712
https://doi.org/10.1016/j.ypmed.2013.08.014

	Clusters of lifestyle behaviours and their associations with socio-demographic characteristics in Dutch toddlers
	Abstract
	Purpose 
	Methods 
	Results 
	Conclusion 

	Introduction
	Methods
	Study population and data collection
	Lifestyle behaviours
	Diet
	Physical activity
	Screen time

	Socio-demographic characteristics
	Statistical analyses
	Non-response analysis


	Results
	Population characteristics
	Non-response analysis
	Cluster description
	Association between socio-demographic characteristics and cluster allocation

	Discussion
	Strengths and limitations
	Conclusions

	References




