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Abstract

Coral growth is an important metric of coral health and underpins reef-scale functional attri-
butes such as structural complexity and calcium carbonate production. There persists, how-
ever, a paucity of growth data for most reef-building regions, especially for coral species
whose skeletal architecture prevents the use of traditional methods such as coring and Aliz-
arin staining. We used structure-from-motion photogrammetry to quantify a range of colony-
scale growth metrics for six coral species in the Mexican Caribbean and present a newly
developed workflow to measure colony volume change over time. Our results provide the
first growth metrics for two species that are now major space occupiers on Caribbean reefs,
Agaricia agaricites and Agaricia tenuifolia. We also document higher linear extension, vol-
ume increase and calcification rates within back reef compared to fore reef environments for
four other common species: Orbicella faveolata, Porites astreoides, Siderastrea siderea
and Pseudodiploria strigosa. Linear extension rates in our study were lower than those
obtained via computed tomography (CT) scans of coral cores from the same sites, as the
photogrammetry method averages growth in all dimensions, while the CT method depicts
growth only along the main growth axis (upwards). The comparison of direct volume change
versus potential volume increase calculated from linear extension emphasizes the impor-
tance of assessing whole colony growth to improve calcification estimates. The method pre-
sented here provides an approach that can generate accurate calcification estimates
alongside a range of other whole-colony growth metrics in a non-invasive way.

Introduction

In the Caribbean, a combination of disease, overfishing, pollution and climate change over the
past decades has led to a region-wide decline in coral cover [1], reef complexity [2] and cal-
cium carbonate budgets [3]. Critically, many reef communities are shifting towards assem-
blages dominated by slow-growing, non-framework-building taxa [4], a trend exacerbated by
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the recent Stony Coral Tissue Loss Disease (SCTLD) outbreak [5]. The key metric to quantify
the functional impacts of these changes is coral growth, underpinning reef health indices such
as the ReefBudget method [6,7] and the Reef Functional Index [8]. A recent analysis of available
growth data in the Caribbean reveals a major paucity of data for most coral species (76% of
species with <3 publications on growth rates), but especially so for taxa that are becoming
increasingly dominant [9]. One reason for this data deficiency is that traditional methods to
determine coral growth rely either on x-radiography (X-ray) or computed tomography (CT)
of coral cores, which only supports data acquisition for some massive coral species that display
distinct annual growth bands, or on staining with Alizarin, which is risky and invasive as corals
must be successfully stained, recovered, and killed to measure colony growth. Furthermore,
coral growth rates tend to vary considerably in response to light, water quality, temperature,
and aragonite saturation state [10], but studies on growth responses to environmental condi-
tions and across different habitats only exist for a few species.

Coring and staining are both used to measure linear extension rates, which is the most com-
mon metric of coral growth and defined as unidirectional change in branch length or colony
radius [10]. Linear extension may vary greatly among species and is typically much higher for
branching or plating compared to massive and submassive growth forms [11]. Annual calcifi-
cation (change in skeleton mass) can provide a more comparable measure of growth across
morphological growth forms [10] but is more difficult to quantify in situ as it requires detach-
ment of colonies for weighing or volume displacement. Alternatively, calcification may be cal-
culated indirectly by multiplying linear extension rates or volume change with the bulk density
of the coral skeleton.

Emerging approaches, using underwater photogrammetry and structure-from-motion
(SfM) software to create three-dimensional (3D) models of coral colonies [12,13], are now
helping to address many of the above analytical constraints. Recent studies explored colony-
scale growth patterns by either measuring extension, surface area or volume repeatedly for the
same colony [14,15] or by overlying models from subsequent years and directly quantifying
the change in dimensions [16]. Besides being non-invasive and thus allowing repeated mea-
surements of the same coral colony over many years, photogrammetry-based methods are pro-
viding novel ways to quantify a whole range of different colony-scale growth metrics and to
analyse intra-colony variability in growth.

Here we apply and further develop the photogrammetry method introduced by Lange and
Perry (2020) [16] to fill important gaps in available growth rate data for six common Carib-
bean coral species. By overlying 3D coral models, constructed from photographs taken of the
same colony in subsequent years, we directly quantify changes in colony linear extension, sur-
face area and volume. This approach enables us to integrate growth in a three-dimensional
space whilst also considering partial mortality of colonies between survey dates. We compare
and discuss a range of colony-scale growth metrics (average and maximum linear extension,
area change, volume change and calcification) and analyse species-specific differences between
a fore reef and back reef environment to understand how growth rates vary across environ-
mental conditions, even on small spatial scales.

Methods
Species, study sites and photographs

In January 2020, 52 colonies of the species Orbicella faveolata, Porites astreoides, Siderastrea
siderea, Pseudodiploria strigosa, Agaricia agaricites and Agaricia tenuifolia were tagged and
photographed at two reef sites close to Puerto Morelos, Quintana Roo, Mexico (Fig 1). These
corals are among the most common Caribbean species and were still present after the SCTLD
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Fig 1. Study sites close to Puerto Morelos, Mexico. The reef crest as visible from satellite imagery is indicated in brown. Catedral is a shallow back reef
environment (2 m depth) behind the reef crest and Tanchacté a deeper fore reef site (7 m depth) 2.5 km further north.

https://doi.org/10.1371/journal.pone.0277546.9001

severely impacted reefs across the Mexican Barrier Reef [5]. The two surveyed reef sites repre-
sent two different habitats with distinct environmental conditions. The site Catedral
(N20.86880° W86.85465°) is a shallow back reef environment (2 m depth) close to the reef
crest, while Tanchacté (N20.90711° W86.83224°) is a more turbid but, due to its depth, less
wave-exposed fore reef environment (7 m depth), approximately 2.5 km north of Catedral.
Horizontal visibility was >10 m at Catedral and 7-8 m at Tanchacté during surveys, but is gen-
erally more variable at the fore reef and can be as low as 3-4 m. Sites were chosen for the ease
of access and the occurrence of targeted coral species. The four massive coral species (O. faveo-
lata, P. astreoides, S. siderea, P. strigosa) occurred at both sites, while submassive A. agaricites
was only found at the fore reef site and foliose A. tenuifolia only at the back reef site. Sites were
re-visited in March 2022 and while some colonies could not be re-located (n = 7) or were
found dead (n = 11), we were able to replicate models for 34 colonies. Unfortunately, all tagged
A. tenuifolia colonies experienced severe mortality between 2020 and 2022, but growth rate
data for this species could be obtained by comparing 2020 models to models of the same colo-
nies photographed in 2019 during a previous exploratory visit (n = 4), resulting in a total of 38
colonies for analysis.

Photographs were taken from multiple angles around each coral colony covering all aspects
of the surface using a Canon Powershot G7X in an underwater housing (automatic underwater
setting, no zoom, no flash) and a foldable ruler as a size reference [16]. Sea fans, soft corals and
large fleshy macroalgae in the immediate surroundings of coral colonies were temporarily
immobilised with a metal chain or diving weights to prevent excessive movement within a set
of photographs, which inhibits the 3D modelling process.
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3D modelling and measurement of growth metrics

Using Agisoft Metashape professional (v1.8.2), 3D models were constructed, scaled and
exported as.ply following the workflow described in Lange and Perry (2020) [16]. Settings for
each step are also provided as printable PDF tables in the Supplementary Material associated
with this study (Table A in S1 Table). Dense point clouds of the same colony in subsequent
years were then aligned in the software CloudCompare (v2.10.2) and isolated from the sur-
rounding reef area by cutting around the colonies’ peripheries. The alignment of point clouds
was conducted manually using common features in the colony surrounding, which may affect
distances between clouds. However, repeated alignment and measurements of the same colo-
nies have resulted in very small deviation in linear growth (SD <1 mm) [16], and thus manual
alignment represents a reliable and the best possible approach if fixed reference points cannot
be deployed close to coral colonies due to conservation restrictions or time constraints. After
models were aligned and isolated, the M3C2 plugin [17] was used to measure distances
between models and calculate average linear extension. This tool quantifies distances between
point normals in each cloud (i.e., points with the same growth orientation) and thereby
increases the accuracy compared to the cloud-cloud distance tool, especially in areas of high
local surface roughness [18]. Only for A. tenuifolia, average linear extension was estimated
using the cloud-cloud distance tool, because the M3C2 plugin struggled to distinguish between
fronds and to calculate vertical distances at narrow frond edges. Cloud-cloud distances were
visualized for all colony models (Fig 2) and maximum linear extension was measured by
either isolating the area of main growth (upper colony surface of O. faveolata and S. siderea)
and averaging over all point distances, or by measuring distances at distinct points (n = 15) of
maximum extension areas (bumps, ridges, columns and frond edges of P. astreoides, P. stri-
gosa, A. agaricites and A. tenuifolia, respectively) using the ‘Point picking’ tool. Details and set-
tings of this part of the workflow are provided in Table B in S1 Table.

Linear growth over the two-year study period was translated to annual extension rates by
dividing the measured distances by the number of days between surveys and multiplying by
365.

We tested several approaches to calculate volume changes over time. First, both models
were rotated together to display their main growth in vertical orientation, and distances
between point clouds were estimated with the 2.5D volume tool in CloudCompare. This
approach sums up distances between all points in z-direction (vertical), but only where the
more recent model overlays the previous model, which is not always the case at the periphery.
Therefore, the metric vertical volume increase may underestimate volume increases for more
complex colony growth forms (e.g., A. agaricites) or colonies with extensive lateral growth
(some colonies of P. strigosa and P. astreoides). For more accurate volume change estimates,
dense point clouds were meshed in CloudCompare using the Poisson Surface Reconstruction
plugin, which reconstructs a triangle mesh between points and creates a closed 3D model
[19,20]. Meshes were filtered to only include the modelled colony surface, for which area was
measured to calculate area increase between survey dates. Previous studies have then simply
closed the hole at the bottom of the mesh to calculate the volume of each coral model individu-
ally, which works well for single Acropora branches with a small attachment point [15] but is
not an option for colonies spreading irregularly over large substrate areas. We thus developed
a new workflow to directly measure volume increase, details of which are provided in Table C
in S1 Table and illustrated in a tutorial video (S1 Video). In short, the two aligned surface
meshes were imported to the program Meshmixer (Autodesk, v3.5.474), a free software for 3D
printing. After closing small holes, smoothing the boundaries, and flipping the normals of the
2020 mesh, the boundaries of meshes were fused to create a closed and measurable volume
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Fig 2. Colony-scale growth of six Caribbean coral species. The same coral colonies were photographed in subsequent
years and colours display the distance between dense point clouds (red > yellow > green > blue) overlaid in the
software CloudCompare. Note that highest growth often occurs on upper colony surfaces (A, C, D), around edges (B)
or on bumps, columns and frond edges (B, E, F). A) The cavity in the top left area indicates the position of a core taken
in 2021 for analysis with CT scans. B) Partial mortality between surveys shows the prior colony model below the more
recent one.

https://doi.org/10.1371/journal.pone.0277546.9002
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between the two colony surfaces. While this approach worked very well for most colonies,
structurally complex growth or lower point densities around colony boundaries sometimes
caused issues with the model fusion, which increased time spent on manually fixing mesh
boundary issues (loops, etc.) or joining the colonies manually using the Bridge tool and the
Inspector tool to fill holes between bridges. For one fragmented A. agaricites colony, models of
different colony parts were processed separately, and volumes were added. For A. tenuifolia,
direct volume measurement between whole colonies was not feasible because the low resolu-
tion of point clouds in the cryptic area between foliose fronds (especially for 2019 models
which were photographed with a lower resolution) caused high uncertainties and large gaps in
surface meshes. To counteract this issue, we chose one frond from each colony that was well
represented in both years. The frond was then isolated from the rest of the colony model,
meshed, and its volume calculated separately for each year after closing the bottom hole in
Meshmixer using the Bridge and Inspector tool. Volume increase was then calculated by sub-
tracting 2019 volume from 2020 volume.

Annual rates for each of these growth metrics were calculated by dividing the area or vol-
ume increase by the number of days between surveys and multiplying by 365 before normaliz-
ing the result to the initial surface area of the colony.

To estimate annual calcification rates of coral colonies, volume increase was multiplied by
species-specific skeletal bulk densities determined by optical densitometry analysis from CT
scans of coral cores or fragments sampled from Catedral and Tanchacté back reef and fore reef
sites in 2019 (Medellin-Maldonado et al., in preparation) and then normalized to year and ini-
tial surface area. Using species- and location-specific skeletal densities is important, as this
parameter also varies among species and as a function of environmental conditions [10,21].
We additionally assessed linear calcification and maximum linear calcification by multiply-
ing initial colony surface area with average or maximum linear extension rate and skeletal den-
sity. This approach is commonly used to estimate calcification from growth and density data
obtained via X-ray analysis or Alizarin staining [10]. It is also applied in the census-based Reef-
Budget method to calculate reef-scale carbonate production from benthic survey data [7]. For
branching and columnar taxa, ReefBudget calculations use a conversion factor reflecting the
fact that only a part of the colony (branch/column tips) grows at the published linear growth
rate. Following this procedure for A. tenuifolia, the calcification rate was multiplied by a con-
version factor of 0.5, as only the upper half of fronds is actively growing.

Comparison of growth rates

Species-specific growth metrics were compared between fore reef and back reef sites using
multiple unpaired Welch t-tests with 1% False Discovery Rate in Multiple comparisons (one
test for each species). Additionally, linear extension rates were contrasted to rates obtained at
Catedral fore and back reef sites using a traditional method, i.e., measuring distances between
density bands in CT scans of coral cores (Medellin-Maldonado et al., in preparation) using
Welch t-tests. The different volume increase and calcification metrics were plotted against
each other using colony-scale data to explore the agreement between different calculation
methods. Finally, the proportion of the variance of one metric explained by the other was cal-
culated, yielding an R” for the fit of plotted data against the ideal prediction function (y = x).

Results
Species- and habitat-specific growth

The visualization of colony-scale growth demonstrates the different growth strategies among
coral species, with foliose A. tenuifolia growing only along frond edges and submassive A.

PLOS ONE | https://doi.org/10.1371/journal.pone.0277546  November 16, 2022 6/15


https://doi.org/10.1371/journal.pone.0277546

PLOS ONE

Photogrammetry and colony-scale coral growth

agaricites showing maximum growth at the tips of column-like structures (Fig 2E and 2F).
While massive O. faveolata, S. siderea and P. strigosa displayed uniform growth across the col-
ony or elevated growth in upper colony regions, P. astreoides demonstrated extensive growth
(and mortality) along the colony edges (Fig 1B) and should therefore be classified as an
encrusting/submassive rather than true massive growth form. Supportively, the morphology of
P. astreoides has been formerly described as massive with a lumpy structure, submassive with
knobs, columns or wedges protruding from an encrusting base, or plate-like with protrusions
or columnar growth forms from the plate.

Average and maximum linear extension rates at both reef sites were highest for the two
Agaricia species, followed by O. faveolata (Fig 3A and 3B), while volume increase and
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Fig 3. Colony-scale growth metrics (average + SD) for six Mexican Caribbean coral species comparing two reef sites. Species:
OFAV: Orbicella faveolata, PAST: Porites astreoides, SSID: Siderastrea siderea, PSTR: Pseudodiploria strigosa, AAGA: Agaricia
agaricites and ATEN: Agaricia tenuifolia. Reef sites: Orange: Fore reef, green: Back reef. Panel B) additionally displays linear
extension rates obtained by CT scanning of coral cores from the same sites (crosses; Medellin-Maldonado et al., in preparation).

https://doi.org/10.1371/journal.pone.0277546.9003
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Table 1. Photogrammetry-derived colony-scale growth metrics (average + SD) for six common Caribbean coral species at a fore reef site (7 m depth) and a back
reef site (2 m depth) close to Puerto Morelos, Mexico.

species habitat

Orbicella faveolata fore
back

Porites astreoides fore
back

Siderastrea siderea fore
back

Pseudodiploria strigosa fore
back

Agaricia agaricites fore
Agaricia tenuifolia back

n

U= N W e W W

avg linear extension | max linear extension area increase volume increase (cm®> cm 2 yr'") calcification
(mm yr™) (mm yr) (cm? cm yr') (g cm>yr™)
2.41 +0.47 3.49+0.43 0.02 + 0.04 0.20 = 0.05 0.28 £ 0.07
5.54 £2.03 11.46 £ 5.75 0.17 £0.12 0.69 £ 0.27 0.78 £ 0.30
1.69 £ 0.53 2.83 £ 0.86 -0.14£0.23 0.14 £ 0.06 0.25+0.11
2.81+£0.81 3.94+0.92 0.13+0.11 0.25+0.11 0.38 £0.17
1.31 £0.48 2.22 £0.40 0.03 £ 0.08 0.12 £ 0.06 0.16 £ 0.08
2.45+0.34 3.16 £ 0.39 -0.02 + 0.06 0.22 + 0.02 0.27 £ 0.02
1.52£0.31 2.92+0.76 0.14 £ 0.07 0.15+ 0.03 0.23 £ 0.05
3.09 £ 0.00 5.93 £ 0.00 0.05 + 0.00 0.14 = 0.00 0.18 + 0.00
2.36 £ 0.59 7.25+ 1.87 0.11 £ 0.06 0.23 + 0.06 0.45+0.11
6.99 + 2.61 24.69 £ 7.42 0.78 £ 0.51 0.33 £0.13 0.61 £ 0.23

Metrics were derived by directly quantifying the change in dimensions between 3D coral colony models, except calcification which was calculated by multiplying

volume increase with species- and habitat-specific skeletal densities. Abbreviations: avg—average; max—maximum.

https://doi.org/10.1371/journal.pone.0277546.t001

calcification rates of O. faveolata surpassed the ones of A. tenuifolia at the back reef site (Fig
3D and 3E). For the four massive species, growth metrics differed more strongly across habi-
tats than among species, with 2-5 times higher rates at the back reef site (Table 1), although
differences were not statistically significant due to the low sample size (Welch t-tests p>0.5).
Growth and calcification rates were especially small at the fore reef site for S. siderea and P.
strigosa, and most P. astreoides colonies experienced area decrease over time due to substantial
partial mortality between survey dates (Fig 3C).

Comparison of different growth metrics

Maximum linear extension rates were 1.5 times (P. astreoides, S. siderea), 2 times (O. faveolata,
P. strigosa) or 3 times (A. agaricites, A. tenuifolia) higher than the average rates (Fig 3A vs. Fig
3B) and compared well to growth rates obtained by CT scanning of coral cores from Catedral
back reef and fore reef sites (Fig 3B). Area increase showed less intra- and interspecific vari-
ability compared to other growth metrics (Fig 3C) and despite the partial mortality of P.
astreoides colonies at the back reef site, volume change was positive for all colonies. We there-
fore conclude that surface area increase is not a useful indicator of coral colony growth or cal-
cium carbonate production over annual time scales, as this metric is highly sensitive to
localised and partial mortality.

Volume increase and calcification rates showed species- and habitat-specific patterns very
similar to linear extension rates (Fig 3D and 3E), although due to higher skeletal densities at
the fore reef site we saw slightly less pronounced differences when comparing back reef and
fore reef habitats (Fig 3E). The only exception was P. strigosa, which did not show higher vol-
ume increase and calcification at the back reef site despite higher linear extension rates. This
was due to partial mortality of the coral colony between survey dates (and the low replication
for this species and site).

The similarity in species- and habitat-specific patterns across growth metrics suggests that,
at least for massive and submassive coral colonies, average linear extension rates are good indi-
cators of colony-scale volume increase and annual calcification rates. For the foliose A. tenuifo-
lia, volume increase was relatively low compared to its high linear extension rates, as growth is
restricted to the narrow upwards facing frond edges.
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Volume and calcification estimates

Calcification rates can be estimated by multiplying volume increase or linear extension rates
with skeletal densities, and we compared different approaches to quantify these metrics. Our
results show that the 2.5D command in CloudCompare slightly underestimates actual volume
increase, especially for larger and more complex colonies (Fig 4A), as not all the volume
change is represented in the vertical growth direction. However, the fit to the ideal line of pre-
diction of direct volume measurements (which we consider the most accurate volume metric)
is very strong (R* = 0.92), indicating that this quick and easy tool for estimating volume
increase is useful for massive colony growth forms. The fit to direct volume increase is even
better when calculating volume changes from initial surface area and average linear extension
rate (Fig 4B, R* = 0.96), which represents ‘potential’ volume increase over time as it ignores
partial mortality between survey dates. This approach is commonly used to calculate coral cal-
cification from linear extension rates.

Linear extension rates are traditionally derived from X-ray or CT analysis of coral cores
from the upper colony surface (main growth direction), while our photogrammetry approach
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Fig 4. Comparison of different methods to calculate volume increase and calcification rates. Each point represents one
colony (n = 38) of one of six species (OFAV: Orbicella faveolata, PAST: Porites astreoides, SSID: Siderastrea siderea, PSTR:
Pseudodiploria strigosa, AAGA: Agaricia agaricites and ATEN: Agaricia tenuifolia). Y-axes: Best estimate volume increase (A
and B) was measured directly between overlying surface meshes and multiplied by skeletal densities to yield best estimate
calcification rates (C and D). X-axes: A) Vertical volume increase was calculated using the 2.5D volume command in
CloudCompare. B) Initial surface area was multiplied with average linear extension to yield potential volume increase, and
then C) multiplied by skeletal densities to yield linear calcification. D) Average linear extension was replaced by maximum
linear extension rates to yield maximum linear calcification. R? in plots indicates the fit of data to the ideal line of prediction
(y=x).

https://doi.org/10.1371/journal.pone.0277546.9004
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averages extension in all dimensions. To test the impact of growth direction on calcification
estimates we multiplied the initial surface area of coral colonies with skeletal densities and
either average or maximum linear extension rates, and then compared the results to calcifica-
tion rates derived from direct volume measurements (which we argue is the most accurate
metric). The spread of data is naturally wider than that for the comparison of different volume
measurements, as the data range is smaller after being normalized to initial colony surface
area. Using average linear extension rates slightly overestimates calcification for colonies
experiencing partial mortality (mainly P. astreoides, Fig 4C), but the strong correlation to the
ideal line of prediction (R* = 0.75 with A. tenuifolia, R? = 0.81 without) indicates that this sim-
plified approach is a fairly accurate method to calculate calcium carbonate production rates
from colony contour or area data, at least for massive and submassive growth forms. This how-
ever is only true if average linear extension rates across all growth directions are used for calcu-
lations, while using maximum linear extension rates at the top surface of colonies results in
significant overestimation of calcification for all coral colonies (Fig 4D). The deviation was
particularly high for the foliose species A. tenuifolia and the submassive species A. agaricites,
which due to their morphological growth patterns display large differences between average
and maximum linear extension.

Discussion

In this study we provide a range of colony-scale growth metrics for six common Caribbean
coral species, for some of which no, or no local, growth rates were previously available. Our
data demonstrates varying growth strategies among species and different growth rates across
habitats. A newly developed workflow provided with this study describes how to directly mea-
sure annual volume increase of coral colonies, supporting accurate calculation of colony-scale
calcification rates for a range of species and growth morphologies.

Species- and habitat-specific growth

Using SfM photogrammetry, average linear extension rates in the range of 1.3-7.0 mm yr™!
were measured. Studies using X-ray analysis conducted in the same region and at similar
depth (2-8 m) displayed slightly higher yet comparable linear extension rates for O. faveolata
(range: 5.5-8.4 mm yr’l) [22,23], P. astreoides (avg. = SD: 4.3. £ 1.2 mm yr’l) [24], and S. side-
rea (3.3 mm yr'l at fore reef, and 4.5 mm yr'1 at back reef site) [25]. Growth studies in Barba-
dos, Jamaica and St. Croix yielded comparable rates for A. agaricites (avg. + SD: 2.8 + 1.7,
range: 1.1-4.8 mm yr™') [26-28]. The comparison supports the reliability of the photogramme-
try approach to quantify linear extension rates of coral colonies in the mm to cm range, while
avoiding the need for unreliable staining and destructive colony sampling or core recovery for
X-ray/CT analysis. Critically, this new approach additionally allows an assessment of overall
colony-scale growth and illustrates focal points of maximum extension that clearly vary with
colony morphology.

The shape and size of coral colonies are known to determine how they interact with the
environment and other species. Different growth strategies allow species to compete for space
and resources, and directly influence demographic rates [29] and reef functions [30]. High lin-
ear extension rates of A. tenuifolia and A. agaricites and extensive expansion along the colony
edges of P. astreoides suggest that the ability to rapidly occupy space has helped these weedy
species to become dominant on today’s (and likely tomorrow’s) Caribbean reefs. As these spe-
cies are small and do not notably contribute to reef structure or community calcification, the
functional integrity of coral reefs in the region continues to decline [5,8,30]. The effects of
shifting community composition on reef functions may however vary on small spatial scales,
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as we show that growth rates clearly differ between closely spaced habitats, probably as a func-
tion of locally variable environmental conditions.

For all four species that occurred at both reef sites, linear extension and calcification rates
were higher at the back reef compared to the fore reef site. Lower growth rates at the fore reef
are potentially related to lower light levels at deeper depths [31], although prior studies did not
find light effects on coral growth comparing 2 m and 7 m depth [23,28]. However, higher tur-
bidity at the fore reef site possibly decreased light levels even further and/or lead to accumula-
tion of fine sediments on colony surfaces, reducing photosynthesis of coral symbionts and
feeding efficiency in corals [32]. Although we lack the necessary environmental data to explore
the reasons for this pronounced coral growth response, our results emphasize the strong influ-
ence of environmental conditions and the high variability in growth even across small spatial
scales. The same spatial pattern was visible in linear extension rates obtained from CT scans of
coral cores at Catedral fore reef and back reef sites (Medellin-Maldonado et al., in prepara-
tion), demonstrating that our observations are clearly not a methodological artefact.

Interestingly however, CT scans showed up to 3-fold higher annual growth compared to
photogrammetry-derived average linear extension rates. This may suggest a decrease in growth
rates in recent years, possibly caused by chronic or short-term high temperature stress [33,34]
or land-based anthropogenic stressors [35]. Additionally, three hurricanes in 2020 that caused
dislodgment of coral colonies and rubble in the backreef environment could have possibly
affected growth and partial mortality of some photographed colonies. Indeed, reduced growth
rates for 2019 and 2020 were observed in several cores analysed with CT scans (Medellin-Mal-
donado et al., in preparation), while portrayed averages were calculated over 5-6 years prior to
sampling (reflecting growth between 2014-2020) and may therefore be higher than our photo-
grammetry-derived rates (growth between 2020-2022).

However, a core taken from a photographed O. faveolata colony (Fig 2A) showed similar
CT-derived annual linear extension rates between 2016 and 2020 (avg. + SD: 9.6 + 1.3 mm yr’
') compared to the photogrammetry-derived rate for the upper part of the colony between
2020 and 2022 (10.6 + 4.8 mm yr''), indicating that growth rates are comparable if samples are
taken from the same colony region. Differences between the studies are therefore much more
likely caused by methodological differences and inter-colony variability in growth, as cores are
usually collected from the top of coral colonies [10] where extension rates are highest (e.g.,
16% higher extension rates in vertical compared to horizontal cores for Porites sp. [36]).
Indeed, our 3D models illustrate that many massive colonies showed elevated growth in upper
colony regions (Fig 2) and CT derived rates agree more closely with maximum linear exten-
sion rates obtained in this study (Fig 3B). This means that while the photogrammetry approach
produces estimates of whole colony growth, the rates derived from X-radiography and CT
scanning reflect maximum extension rates along the main growth axis. Depending on species
and growth morphology this leads to considerable differences in linear extension rates.

Similarly, calcification rates in our study were smaller than rates calculated from X-ray anal-
ysis for O. faveolata (0.97 g cm™ yr'') and P. astreoides (range: 0.71-0.80 g cm ™ yr™") in the
same geographic region [24,33], again reflecting the different growth directions used for calci-
fication calculations, as coral cores in the referenced studies were taken from the upper colony
surface.

Photogrammetry to quantify coral growth

We demonstrate that structure-from-motion photogrammetry provides an accurate, non-
invasive method to measure linear extension rates, with the caveat that there is no temporal
resolution beyond the time of study as is possible with X-ray or CT analysis of coral cores [10].
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While destructive coring often results in a very small sample size, the photogrammetry
approach potentially allows the scaling of sample size more easily and cheaply than other
methods. The most important advantages over traditional methods are however that photo-
grammetry allows to quantify a range of coral growth metrics, to compare growth in different
colony parts and to average linear extension and volume increases across entire coral colonies.
It also allows monitoring changes at the reef scale [12] and could be used to quantify colony-
scale or population-scale mortality.

The newly developed workflow provided with this study describes how to directly measure
annual volume increase in coral colonies, even when the colony base covers a large substrate
area. While the manual alignment of point clouds introduces some uncertainty that may affect
growth rates, repeated measurement of the same colonies have resulted in very low variation
in linear growth (SD <1 mm) [16], which is much smaller than within-colony variation in
growth. The alternative of measuring colony diameter, surface area or volume of each colony
following a morphometric approach would introduce a much larger error, as the base of the
colony is often difficult to define. Additionally, the direct comparison of models takes into
account partial mortality between survey dates and integrates areas and seasons of slower or
faster growth, and therefore allows realistic estimates of annual colony-scale calcification rates
for a range of species and growth morphologies. It should be noted however that uncertainties
for foliose corals such as A. tenuifolia are higher than for other species, as visual occlusion of
lower colony regions complicates the construction of accurate surface meshes for the entire
colony and volume increases in this study were therefore based on one frond per colony. Simi-
lar occlusion issues would arise when constructing models for densely branching (e.g., some
Acropora spp., Seriatopora spp.) or whorl-shaped (e.g., Turbinaria spp.) growth forms.
Enhanced illumination (flashlight/torch) and taking a higher number of high-resolution pho-
tographs would help to improve model building in these cases. However, despite the uncer-
tainties associated with calculating volume increase for A. tenuifolia in our study, calcification
data from Belize obtained by repeatedly weighing coral fragments yielded very similar rates
(range: 0.45-0.68 g cm > yr'' [37]).

Exploring different approached to estimate calcification rates, we showed that average lin-
ear extension rates multiplied with initial colony surface area and site-specific skeletal density
measurements show a good fit with calcification rates calculated from direct volume measure-
ments. This suggests that the simplified approach of using size measurements and linear exten-
sion rates is suitable for colony- or reef-scale carbonate production estimates. However,
census-based methods such as the ReefBudget approach necessarily use available traditionally
obtained linear extension data from coring and Alizarin staining, which often only consider
the main growth axis i.e., resulting in what we would call maximum extension rates. As we
show that using such rates can result in a large overestimation of calcification, the implications
on colony- or reef-scale carbonate production estimates will have to be considered in future
research. For the ReefBudget methodology this would suggest that improvements can be made
by only using linear growth rates that consider growth in all directions, either from photo-
grammetry ([16], this study) or Alizarin staining studies that averaged extension over multiple
directions [e.g., 11]. This data however remains scarce, as most traditional growth studies mea-
sured extension in only one direction [10]. Another idea may be to apply conversion factors,
which are currently being used for columnar and branching growth forms, also for massive
and submassive morphology taxa (i.e., applying maximum linear growth rates to 20-30% of
the surface area and assuming the rest of the colony is growing at a lower rate). For foliose A.
tenuifolia, the conversion factor of 0.5 worked reasonably well to relate average linear growth
to calcification rates, whereas a conversion factor of 0.14 would be more appropriate if using
maximum linear extension rates. For submassive A. agaricites, no conversion was necessary
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using average linear rates, while maximum linear rates would require a conversion factor
between 0.21 and 0.47. The large variability between A. agaricites colonies indicates that con-
version factors do not work well for species with a very variable growth morphology and that it
is more useful to use average extension rates in this case. Future work could usefully determine
whether for massive colonies, general proportional values could be used for the area of colo-
nies growing at maximum rates and the amount of growth reduction from top to sides, or if
species-specific values would be necessary.

Conclusion

Species- and site-specific growth rates are critical to determine important reef functions, and
the different growth metrics for six common coral species we make available in this study pro-
vide a basis for improving assessments of functional indices [8] and reef carbonate production
rates [7] in the Caribbean.

We demonstrate that structure-from-motion photogrammetry provides an accurate, non-
invasive method to measure average linear extension over all dimensions and quantify addi-
tional key colony-scale growth metrics for a range of species and growth morphologies. Specif-
ically, we provide a newly developed workflow describing how to directly measure annual
volume increase to accurately constrain colony-level calcification rates.

The comparison of different calculation methods shows that annual calcification can also be
quantified from average linear extension rates and skeletal densities. However, readily available
growth rates from coring or staining studies mostly represent maximum extension rates along
the main growth axis, and using such rates largely overestimate colony- and reef scale calcifica-
tion. We therefore emphasise the need for generating more data on whole colony growth and
routinely integrating measurements in different directions into all coral growth studies.

Supporting information

S1 Table. Workflows for 3D model construction and measurement of coral colony growth
rates using Metashape, CloudCompare and Meshmixer.
(PDF)

S1 Video. Video tutorial guiding through the process of quantifying linear extension, max-
imum linear extension, area increase and volume increase of coral colonies using SfM pho-
togrammetry.

(MP4)

Acknowledgments

We thank Esmeralda Pérez-Cervantes, Alba Gonzalez-Posada, Alexis Medina-Valmaseda and
Nuria Estrada-Saldivar for assistance in the field and boat operators for logistical support.

Author Contributions

Conceptualization: Ines D. Lange, Chris T. Perry, Lorenzo Alvarez-Filip.

Formal analysis: Ines D. Lange.

Funding acquisition: Ines D. Lange.

Investigation: Ines D. Lange, Ana Molina-Hernandez, Francisco Medellin-Maldonado.

Methodology: Ines D. Lange.

PLOS ONE | https://doi.org/10.1371/journal.pone.0277546  November 16, 2022 13/15


http://www.plosone.org/article/fetchSingleRepresentation.action?uri=info:doi/10.1371/journal.pone.0277546.s001
http://www.plosone.org/article/fetchSingleRepresentation.action?uri=info:doi/10.1371/journal.pone.0277546.s002
https://doi.org/10.1371/journal.pone.0277546

PLOS ONE

Photogrammetry and colony-scale coral growth

Visualization: Ines D. Lange.

Writing - original draft: Ines D. Lange.

Writing - review & editing: Ana Molina-Hernandez, Francisco Medellin-Maldonado, Chris

T. Perry, Lorenzo Alvarez-Filip.

References

1.

10.

11.

12

13.

14.

15.

16.

17.

Gardner TA, Cété IM, Gill JA, Grant A, Watkinson AR. Long-term region-wide declines in Caribbean
corals. Science. 2003; 301(5635):958—60. https://doi.org/10.1126/science.1086050 PMID: 12869698

Alvarez-Filip L, Dulvy NK, Gill JA, Coté IM, Watkinson AR. Flattening of Caribbean coral reefs: region-
wide declines in architectural complexity. Proceedings of the Royal Society of London B: Biological Sci-
ences. 2009; 276(1669):3019-25. https://doi.org/10.1098/rspb.2009.0339 PMID: 19515663

Perry CT, Murphy GN, Kench PS, Smithers SG, Edinger EN, Steneck RS, et al. Caribbean-wide decline
in carbonate production threatens coral reef growth. Nat Commun. 2013; 4:1402. https://doi.org/10.
1038/ncomms2409 PMID: 23360993

Perry CT, Steneck RS, Murphy GN, Kench PS, Edinger EN, Smithers SG, et al. Regional-scale domi-
nance of non-framework building corals on Caribbean reefs affects carbonate production and future
reef growth. Global Change Biol. 2015; 21(3):1153-64. https://doi.org/10.1111/gcb.12792 PMID:
25537577

Alvarez-Filip L, Gonzalez-Barrios FJ, Pérez-Cervantes E, Molina-Hernandez A, Estrada-Saldivar N.
Stony coral tissue loss disease decimated Caribbean coral populations and reshaped reef functionality.
Communications Biology. 2022; 5(1):440. https://doi.org/10.1038/s42003-022-03398-6 PMID:
35681037

Perry CT, Edinger EN, Kench PS, Murphy GN, Smithers SG, Steneck RS, et al. Estimating rates of bio-
logically driven coral reef framework production and erosion: a new census-based carbonate budget
methodology and applications to the reefs of Bonaire. Coral Reefs. 2012; 31(3):853-68.

Perry C, Lange |. ReefBudget Caribbean v2: online resource and methodology 2019. http://geography.
exeter.ac.uk/reefbudget/.

Gonzalez-Barrios FJ, Alvarez-Filip L. A framework for measuring coral species-specific contribution to
reef functioning in the Caribbean. Ecological Indicators. 2018; 95:877-86.

Lange I, Perry C, Alvarez-Filip L. Carbonate budgets as indicators of functional reef “health”: a critical
review of data underpinning census-based methods and current knowledge gaps. Ecological Indicators.
2020; 110:105857.

Pratchett MS, Anderson KD, Hoogenboom MO, Widman E, Baird AH, Pandolfi JM, et al. Spatial, tempo-
ral and taxonomic variation in coral growth-implications for the structure and function of coral reef eco-
systems. Oceanography and Marine Biology: An Annual Review. 2015; 53:215-95.

Morgan K, Kench P. Skeletal extension and calcification of reef-building corals in the central Indian
Ocean. Mar Environ Res. 2012; 81:78-82. https://doi.org/10.1016/j.marenvres.2012.08.001 PMID:
22925734

Figueira W, Ferrari R, Weatherby E, Porter A, Hawes S, Byrne M. Accuracy and precision of habitat
structural complexity metrics derived from underwater photogrammetry. Remote Sensing. 2015; 7
(12):16883-900.

Lavy A, Eyal G, Neal B, Keren R, Loya Y, llan M, et al. A quick, easy and non-intrusive method for
underwater volume and surface area evaluation of benthic organisms by 3D computer modelling. Meth-
ods in Ecology and Evolution. 2015; 6(5):521-31.

Ferrari R, Figueira WF, Pratchett MS, Boube T, Adam A, Kobelkowsky-Vidrio T, et al. 3D photogramme-
try quantifies growth and external erosion of individual coral colonies and skeletons. Sci Rep. 2017; 7
(1):16737. https://doi.org/10.1038/s41598-017-16408-z PMID: 29196651

Million WC, O’'Donnell S, Bartels E, Kenkel CD. Colony-Level 3D Photogrammetry Reveals That Total
Linear Extension and Initial Growth Do Not Scale With Complex Morphological Growth in the Branching
Coral, Acropora cervicornis. Frontiers in Marine Science. 2021: 384.

Lange ID, Perry CT. A quick, easy and non-invasive method to quantify coral growth rates using photo-
grammetry and 3D model comparisons. Methods in Ecology and Evolution. 2020; 11(6):714—-26.

Lague D, Brodu N, Leroux J. Accurate 3D comparison of complex topography with terrestrial laser scan-
ner: Application to the Rangitikei canyon (N-Z). ISPRS Journal of Photogrammetry and Remote Sens-
ing. 2013; 82:10-26.

PLOS ONE | https://doi.org/10.1371/journal.pone.0277546  November 16, 2022 14/15


https://doi.org/10.1126/science.1086050
http://www.ncbi.nlm.nih.gov/pubmed/12869698
https://doi.org/10.1098/rspb.2009.0339
http://www.ncbi.nlm.nih.gov/pubmed/19515663
https://doi.org/10.1038/ncomms2409
https://doi.org/10.1038/ncomms2409
http://www.ncbi.nlm.nih.gov/pubmed/23360993
https://doi.org/10.1111/gcb.12792
http://www.ncbi.nlm.nih.gov/pubmed/25537577
https://doi.org/10.1038/s42003-022-03398-6
http://www.ncbi.nlm.nih.gov/pubmed/35681037
http://geography.exeter.ac.uk/reefbudget/
http://geography.exeter.ac.uk/reefbudget/
https://doi.org/10.1016/j.marenvres.2012.08.001
http://www.ncbi.nlm.nih.gov/pubmed/22925734
https://doi.org/10.1038/s41598-017-16408-z
http://www.ncbi.nlm.nih.gov/pubmed/29196651
https://doi.org/10.1371/journal.pone.0277546

PLOS ONE

Photogrammetry and colony-scale coral growth

18.

19.

20.

21.

22,

23.

24,

25.

26.

27.

28.

29.

30.

31.

32.

33.

34.

35.

36.

37.

James MR, Robson S, Smith MW. 3-D uncertainty-based topographic change detection with structure-
from-motion photogrammetry: precision maps for ground control and directly georeferenced surveys.
Earth Surface Processes and Landforms. 2017; 42(12):1769-88.

Kazhdan M, Bolitho M, Hoppe H, editors. Poisson surface reconstruction. Proceedings of the fourth
Eurographics symposium on Geometry processing; 2006.

Kazhdan M, Chuang M, Rusinkiewicz S, Hoppe H, editors. Poisson surface reconstruction with enve-
lope constraints. Computer graphics forum; 2020: Wiley Online Library.

Ng CSL, Lim JX, Sam SQ, Kikuzawa YP, Toh TC, Wee TW, et al. Variability in skeletal bulk densities of
common hard corals in Southeast Asia. Coral Reefs. 2019; 38(6):1133-43.

Cruz-Pifidn G, Carricart-Ganivet J, Espinoza-Avalos J. Monthly skeletal extension rates of the herma-
typic corals Montastraea annularis and Montastraea faveolata: biological and environmental controls.
Mar Biol. 2003; 143(3):491-500.

Gutiérrez-Estrada G. Relacion entre las caracteristicas de crecimiento y los disepimentos en Orbicella
faveolata creciendo en un gradiente luminico [Master thesis]: Universidad Nacional Autonoma de
Mexico; 2017.

Elizalde-Rendon E, Horta-Puga G, Gonzalez-Diaz P, Carricart-Ganivet J. Growth characteristics of the
reef-building coral Porites astreoides under different environmental conditions in the Western Atlantic.
Coral Reefs. 2010; 29(3):607—14.

Castillo KD, Ries JB, Weiss JM. Declining coral skeletal extension for forereef colonies of Siderastrea
siderea on the Mesoamerican Barrier Reef System, Southern Belize. PLoS one. 2011; 6(2):e14615.
https://doi.org/10.1371/journal.pone.0014615 PMID: 21359203

Stearn C, Scoffin T, Martindale W. Calcium Carbonate Budget of a Fringing Reef on the West Coast of
BarbadosPart I —Zonation and Productivity. Bulletin of Marine Science. 1977; 27(3):479-510.

Hubbard DK, Scaturo D. Growth rates of seven species of scleractinean corals from Cane Bay and Salt
River, St. Croix, USVI. Bulletin of Marine Science. 1985; 36(2):325-38.

Huston M. Variation in coral growth rates with depth at Discovery Bay, Jamaica. Coral Reefs. 1985; 4
(1):19-25.

Dornelas M, Madin JS, Baird AH, Connolly SR. Allometric growth in reef-building corals. Proc R Soc B.
2017; 284(1851):20170053. https://doi.org/10.1098/rspb.2017.0053 PMID: 28330923

Perry CT, Alvarez-Filip L. Changing geo-ecological functions of coral reefs in the Anthropocene. Func-
tional Ecology. 2019; 33(6):976-88.

Allemand D, Tambutté E, Zoccola D, Tambutté S. Coral calcification, cells to reefs. Coral reefs: an eco-
system in transition. 2011:119-50.

Erftemeijer PL, Riegl B, Hoeksema BW, Todd PA. Environmental impacts of dredging and other sedi-
ment disturbances on corals: a review. Mar Pollut Bull. 2012; 64(9):1737-65. https://doi.org/10.1016/j.
marpolbul.2012.05.008 PMID: 22682583

Carricart-Ganivet JP, Cabanillas-Teran N, Cruz-Ortega |, Blanchon P. Sensitivity of calcification to ther-
mal stress varies among genera of massive reef-building corals. PLoS One. 2012; 7(3):e32859. https:/
doi.org/10.1371/journal.pone.0032859 PMID: 22396797

Manzello DP, Enochs IC, Kolodziej G, Carlton R, Valentino L. Resilience in carbonate production
despite three coral bleaching events in 5 years on an inshore patch reef in the Florida Keys. Mar Biol.
2018; 165(6):99. https://doi.org/10.1007/s00227-018-3354-7 PMID: 29755140

Baumann JH, Ries JB, Rippe JP, Courtney TA, Aichelman HE, Westfield |, et al. Nearshore coral growth
declining on the Mesoamerican Barrier Reef System. Global Change Biol. 2019; 25(11):3932—45.
https://doi.org/10.1111/gcb.14784 PMID: 31456305

Lough J, Barnes D. Environmental controls on growth of the massive coral Porites. Journal of experi-
mental marine biology and ecology. 2000; 245(2):225—43. https://doi.org/10.1016/s0022-0981(99)
00168-9 PMID: 10699212

Sebens K, Helmuth B, Carrington E, Agius B. Effects of water flow on growth and energetics of the
scleractinian coral Agaricia tenuifolia in Belize. Coral Reefs. 2003; 22(1):35-47.

PLOS ONE | https://doi.org/10.1371/journal.pone.0277546  November 16, 2022 15/15


https://doi.org/10.1371/journal.pone.0014615
http://www.ncbi.nlm.nih.gov/pubmed/21359203
https://doi.org/10.1098/rspb.2017.0053
http://www.ncbi.nlm.nih.gov/pubmed/28330923
https://doi.org/10.1016/j.marpolbul.2012.05.008
https://doi.org/10.1016/j.marpolbul.2012.05.008
http://www.ncbi.nlm.nih.gov/pubmed/22682583
https://doi.org/10.1371/journal.pone.0032859
https://doi.org/10.1371/journal.pone.0032859
http://www.ncbi.nlm.nih.gov/pubmed/22396797
https://doi.org/10.1007/s00227-018-3354-7
http://www.ncbi.nlm.nih.gov/pubmed/29755140
https://doi.org/10.1111/gcb.14784
http://www.ncbi.nlm.nih.gov/pubmed/31456305
https://doi.org/10.1016/s0022-0981%2899%2900168-9
https://doi.org/10.1016/s0022-0981%2899%2900168-9
http://www.ncbi.nlm.nih.gov/pubmed/10699212
https://doi.org/10.1371/journal.pone.0277546

