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Abstract—Blood vessel structure in retinal images have an important role in diagnosis of diabetic retinopathy. There are several method present 

for automatic retinal vessel segmentation. For developing retinal screening systems blood vessel segmentation is the basic foundation since 

vessels serve as one of the main retinal landmark features. The most common signs of diabetic retinopathy include hemorrhages, cotton wool 

spots, dilated retinal veins, and hard exudates. A patient with diabetic retinopathy disease has to undergo periodic screening of eye. For the 

diagnosis, doctors use color retinal images of a patient required from digital fundus camera. We present a method that uses Gabor wavelet for 

vessel enhancement due to their ability to enhance directional structures and euclidean distance technique for accurate vessel segmentation. 

Retinal angiography images are mainly used in the diagnosis of diseases such as diabetic retinopathy and hypertension etc. In diabetic 

retinopathy structure of retinal blood vessels change that leads to adult blindness. To overcome this problem automatic biomedical diagnosis 

system is required. The main stage of diabetic retinopathy are Non-proliferative diabetic retinopathy (NPDR) and proliferative diabetic 

retinopathy (PDR).  Eye care specialist can screen vessel abnormalities using an efficient and effective computer based approach to the 

automated segmentation of blood vessels in retinal images. Automated segmentation reduces the time required by a physician or a skilled 

technician for manual labeling. Thus a reliable method of vessel segmentation would be valuable for the early detection and characterization of 

changes due to such diseases. This article presents the automated vessel enhancement and segmentation technique for colored retinal images. 

Segmentation of blood vessels from image is a difficult task due to thin vessels and low contrast between vessel edges and background. The 

proposed method enhances the vascular pattern using  Gabor wavelet and then it uses euclidean distance technique to generate gray level 

segmented image.   
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I.  INTRODUCTION  

One of the most important diseases that causes blood 

vessels structure to change is diabetic retinopathy that leads to 

adults blindness. Diabetic affects almost 31.7 million Indian, 

and has associated complications such as vision loss, heart 

failure and stroke. Diabetic disease which occurs when 

the pancreas does not secrete enough insulin or the body is 

unable to process it properly. This disease affects slowly 

the circulatory system including that of the retina. As diabetes 

progresses, the vision of a patient may start to deteriorate and 

lead to diabetic retinopathy. Diabetic retinopathy (DR) is a 

common cause of blindness among the diabetic population. 

Despite various advances in diabetes care over the years, loss 

of vision is still a potentially devastating complication in 

people with diabetes. The risk of severe vision loss can be 

reduced significantly by timely diagnosis and treatment of DR. 

  

Blood vessel structure in retinal images have an important 

role in diagnosis of diabetic retinopathy. There are several 

method present for automatic retinal vessel segmentation. For 

developing retinal screening systems blood vessel 

segmentation is the basic foundation since vessels serve as one 

of the main retinal landmark features. The most common signs 

of diabetic retinopathy include hemorrhages, cotton wool 

spots, dilated retinal veins, and hard exudates. A patient with 

diabetic retinopathy disease has to undergo periodic screening 

of eye. For the  diagnosis, doctors use color retinal images of a 

patient required from digital fundus camera. We present a 

method that uses gabor wavelet for vessel enhancement due to 

their ability to enhance directional structures and euclidean 

distance technique for accurate vessel segmentation.  

 

 

 

 

 

 

 

 

 

 

 
Figure1.1 Difference between normal and diabetic retina 
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Diabetic Retinopathy: 

 

Diabetic retinopathy is a chronic progressive, potentially sight-

threatening disease of the retinal microvasculature associated 

with the prolonged hyperglycaemia and other conditions linked 

to diabetes mellitus such as hypertension. Diabetic retinopathy 

is a complication of diabetes mellitus. Diabetes mellitus is a 

condition in which the blood sugar level is elevated because 

the body is unable to use and store sugar. This high sugar 

content damages blood vessels in the body over time and can 

affect a variety of body organs such as the eyes, heart, and 

kidneys. Diabetes affects the eyes by causing deterioration of 

blood vessels in the retina. Breakdown of retinal blood vessels 

may result in fluid leaking into the center of the retina (macular 

edema)  or abnormal blood vessels that grow on the surface of 

the retina (neovascularization) which can bleed and scar. This 

can lead to loss of central and possibly peripheral vision. 

 

A simple example of a diabetic retinopathy is shown 

below: 

 

 
Figure1.2: Difference between normal vision and vision with diabetic 

retinopathy 

Stages of Diabetic Retinopathy: 

 

The diabetic retinopathy has 4 stages.  

 Mild non-proliferative retinopathy 

 Moderate non-proliferative retinopathy 

 Severe non-proliferative retinopathy 

 Proliferative retinopathy 
 

Mild non-proliferative retinopathy is the earliest stage.in this 

micro aneurysms occur. They are small areas of balloon-like 

swelling in the retina's tiny blood vessels. The next stage is 

moderate non-proliferative retinopathy. As the disease 

progresses, some blood vessels that nourish the retina are 

blocked. The third stage is severe non-proliferative 

retinopathy. Many more blood vessels are blocked, depriving 

several areas  of the retina with their blood supply.These areas 

of the retina send signals to the body to grow new blood 

vessels for nourishment. The advance stage is proliferative 

retinopathy. At this advanced stage, the signals sent by the 

retina for nourishment trigger the growth of new blood 

vessels. 

II. METHODOLOGY 

Blood vessel structure in retinal images have an important 

role in diagnosis of diabetic retinopathy. There are several 

method present for automatic retinal vessel segmentation. 

Below table1 shows the summary of blood vessel 

segmentation. For developing retinal screening systems blood 

vessel segmentation is the basic foundation since vessels serve 

as one of the main retinal landmark features. The most 

common signs of diabetic retinopathy include hemorrhages, 

cotton wool spots, dilated retinal veins, and hard exudates. A 

patient with diabetic retinopathy disease has to undergo 

periodic screening of eye. For the diagnosis, doctors use color 

retinal images of a patient required from digital fundus camera.  

The present study is aimed to develop an retinal blood vessel 

segmentation technique. We present a method that uses gabor 

wavelet for vessel enhancement due to their ability to enhance 

directional structures and euclidean distance technique for 

accurate vessel segmentation. 

TABLE I.   BLOOD VESSEL SEGMENTATION SUMMARY 

S.No. Year Author Methodology 

1 2006 Joao V. B. Soares, Jorge 

J.G. Leandro, 

Supervised 

Classification 

2 2008 A.Osareh and B.Shadga Gabor 

Wavelet+Gaussian 

mixture mode 

3 2010 C. Siddalingaswamy, K. 

Gopalakrishna Prabhu 

Entropic Thresholding 

4 2012 M. Usman Akram , Shoab 

A. Khan 

multilayered 

thresholding 

technique 

5 2012 S. Muthu Lakshmi Supervised Method 

6 2013 E. Annie Edel Quinn, K. 

Gokula Krishnan  

Curvelet Transform 

7 2013 Renoh C Johnson, Veena 

Paul, Naveen N, 

Padmagireesan S  

Curvelet Transform 

8 2014 Nafeela Jahan.N Neural Network 

9 2014 C.R.Dhivyaa, K.Nithya 

and M.Saranya 

AM-FM Method 

10 2014  Sneha Purusharthi,  

Bhakti Kurhade  

Support Vector 

Machine 

 

Gabor Wavelet:  
 

The problem with blood vessel segmentation is that the 

visibility of vascular pattern is usually not good especially for 

thin vessels. So, it is necessary to enhance the vascular pattern. 

Here we have used gabor wavelet to enhance the vascular 

pattern and thin vessels. Gabor wavelets have directional 

selectiveness capability. They act as low level oriented edge 

discriminators and also filter out the background noise of the 
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image. Since vessels have directional pattern, so Gabor 

wavelet is best option due to its directional selectiveness 

capability of detecting oriented features and fine tuning to 

specific frequencies. 

The Gabor wavelet having following merits 

 Reduce noise in single step by adjusting the different 

frequencies 

 Gabor wavelet has the capability of detecting oriented 

features and tuning to specific frequencies.  

 Different scales of  gabor transform allow us to detect 

vessels with various thicknesses. The pixels of image are 

viewed as objects that are represented by feature vectors 

so statistical classifiers can be applied for segmentation.  

 The Gabor transform enhance the vessel contrast and 

filter out the noise. It is used in different scales and makes 

it possible to segment vessels of different orientations. 
 

The Gabor wavelet is the most popular complex wavelet 

used in practice, which mother wavelet is defined as: 

|)|
2

1
exp()exp()( 2

0 Axxjkxm                         (1)

 Euclidean distance is used for the false edge 

detection. In our project classification is based on the pixels. 

Each pixel is categorized as vessel or non-vessel. Two widely 

known measurements are used for evaluation of his method 

:sensitivity and selectivity. The true positive fraction (TPF), 

also called sensitivity, is determined by dividing the number 

of pixels correctly classified as vessel pixels (TP) by the total 

number of vessel pixels in the ground truth.  

FNTP

TP
ySensitivit


                           (2)          

 

Specificity is determined by dividing the number of pixels 

correctly classified as background pixels (TN) by the total 

number of background pixels in ground truth. 

FPTN

TN
ySpecificit


              (3) 

 

Where false negative (FN) appears when a pixel in a vessel 

is segmented in the non-vessel area,and a false positive (FP) 

when a non vessel pixel is segmented as a vessel pixel.True 

positive (TP) and true negative (TN) when a pixel is correctly 

segmented as a vessel or non vessel. The accuracy of the 

binary classification is defined by 

NP

TNTP
Accuracy




              (4) 

 

 Where P and N represent the total number of vessel and 

non-vessel pixels in the segmentation process. The accuracy 

shows the degree of conformity between the output and the 

manual of original image. Thus, the accuracy is strongly 

related to the segmentation property and shows how proper are 

the segmentation method. For this reason it is used to evaluate 

and compare different methods. Gabor wavelet is more 

accuracy from the other vessel detection method.The Gabor 

transform enhance the vessel contrast and filter out the noise. It 

is used in different scales and makes it possible to segment 

vessels of different orientations.  

III. RESULT AND CONCLUSION 

The Gabor wavelet is efficient in enhancing vessel contrast, 

while filtering out noise. Gabor wavelet is chosen, because it 

has the capability of detecting oriented features and tuning to 

specific frequencies. Since it can adjust to the frequency, 

background noise can be removed. The problem with blood 

vessel segmentation is that the visibility of vascular pattern is 

usually not good especially for thin vessels. So, it is necessary 

to enhance the vascular pattern. Normally matched filters and  

gabor filters are used for this purpose but here we have used  

gabor wavelet to enhance the vascular pattern and thin vessels. 

Gabor wavelets have directional selectiveness capability. They 

act as low level oriented edge discriminators and also filter out 

the background noise of the image. Since vessels have 

directional pattern, so Gabor wavelet is best option due to its 

directional selectiveness capability of detecting oriented 

features and fine tuning to specific frequencies. Euclidean 

distance is choosen  for false edge detection. 

REFERENCES 

[1] João V. B. Soares, Jorge J. G. Leandro, Roberto M. Cesar Jr., 

Herbert F. Jelinek and  Michael J. Cree, “Retinal  Vessel 

Segmentation Using the 2D Gabor  Wavelet and  

Supervised Classification”, IEEE , vol.25, 2006, pp.1214-1222. 

[2] Sameh A. Salem, Nancy M. Salem, and Asoke K. Nandi   

Nilanjan,“Segmentation of  Retinal Blood Vessels using A 

Novel Clustering Algorithm ”, 14th European Signal  

Processing Conference (EUSIPCO 2006). 

[3] A.Osareh and B.Shadgar, “Automatic Blood Vessel 

Segmentation in Color Images of Retina”, IJST, 2008,  vol.33, 

pp 191-206. 

[4] Akara Sopharak, Bunyarit Uyyananara, “Automatic Detection 

of Diabetic Retinopathy Exudates from  Non   dilated Retinal 

Images using Mathematical Morphological Methods”, 

ELSEVIER, 2008, pp.720-727. 

[5] P.C.Siddalingaswamy, K.Gopalakrishna Prabhu, “Automatic 

detection of multiple oriented  blood vessels in retinal 

images ”, JBISE, vol.3, 2010,  pp.101-107. 

[6] Keerthi Ram, Gopal Datt Joshi and Jayanthi Sivaswamy,“A 

Successive Clutter Rejection Based Approach for Early 

Detection of Diabetic Retinopathy ”,  IEEE, vol.58, 

2011, pp. 664-673. 

[7] Jaspreet Kaur, Dr. H.P.Sinha, “Automated Detection of Retinal 

Blood Vessels in Diabetic Retinopathy Using  Gabor 

Filter”, IJCSNS, vol.12, 2012, pp.109-116. 

[8] M. Usman Akram , S.A.Khan, “Multilayered thresholding based 

blood vessel segmentation for screening of  diabetic 

retinopathy”, Springer, 2012. 

[9] Nilanjan Dey, Anamitra Bardhan Roy, Moumita Pal, Achintya 

Das ,“FCM Based Blood  Vessel Based Segmentation 

http://www.ijritcc.org/


International Journal on Recent and Innovation Trends in Computing and Communication                                       ISSN: 2321-8169 
Volume: 3 Issue: 3                                                                                                                                                                             927 - 930 

_______________________________________________________________________________________________ 

930 
IJRITCC | March 2015, Available @ http://www.ijritcc.org                                                                 

_______________________________________________________________________________________ 

Method for Retinal Images ”, IJCSNS , vol.12, issue 3, 2012,  

 pp.109-116. 

[10] S. Muthu Lakshmi, “Supervised Blood Vessel Segmentation in 

Retinal Images Using  Feature Based Classification ”, IJAIR, 

vol.1, issue 1, 2012. 

[11] Jaspreet kaur, Dr. H.P. Sinha, “Automated detection of vascular 

abnormalities in diabetic  retinopathy using 

morphological thresholding ,” IJESAT , vol. 2, issue 4, pp.924– 

931. 

[12] G.S. Annie Grace Vimala S. Kaja Mohideen ,“Automatic 

Detection of Optic Disk and Exudate from Retinal Images 

Using Clustering Algorithm”, IEEE , pp.280-284. 

[13] Sharath Kumar P N , Rajesh Kumar R, Dr. Anuja Sathar,Dr. 

Sahasranamam V, “Automatic  Detection of Exudates in 

Retinal Images Using Histogram Analysis ”,IEEE , pp.277-281. 

[14] Mahendran Gandhi and Dr. R. Dhanasekaran,“Diagnosis of 

Diabetic Retinopathy Using Morphological Process and SVM 

Classifier”, IEEE , 2013, pp.873-877. 

[15] Syna Sreng, Jun-ichi Takada, Noppadol Maneerat, Don 

Isarakorn ,“Feature Extraction from Retinal Fundus Image for 

Early Detection of Diabetic Retinopathy ”, IEEE , pp.63-66. 

[16] E. Annie Edel Quinn, K. Gokula Krishnan , “Retinal  Blood 

Vessel Segmentation using Curvelet Transform and 

Morphological Reconstruction,” IEEE , pp.570-575. 

[17] R.F.Mansour, E. Md. Abdelrahim, Amna S. Al-Johani , 

“Identification of Diabetic Retinal Exudates in Digital Color 

Images Using Support Vector Machine,” JILSA , 2013, pp. 

135– 142. 

[18] María García, María I. López, Jesús Poza,and Roberto Hornero, 

“Comparison of Logistic Regression and Neural Network 

Classifiers in the Detection of HardExudates in Retinal Images”, 

[IEEE]  35th Annual International Conference of the IEEE 

EMBS Osaka, Japan, 2013, pp.5891-5894. 

[19] Renoh C Johnson, Veena Paul, Naveen N, Padmagireesan S J, 

“Curvelet Transform based Retinal Image Analysis”, IJECE, 

vol.3, 2013, pp.366-371. 

[20] R.Radha and Bijee Lakshman, “Retinal Image Analysis Using 

Morphological Process and  Clustering Technique ”, SIPIJ, 

vol.4, 2013, pp.55-69. 

[21] Ahmed Hamza Asad, Ahmad Taher Azar, Mohamed Mostafa 

M. Fouad, “An Improved Ant Colony System for Retinal Blood 

Vessel Segmentation”, IEEE,  2013, pp.199-205. 

[22] Nafeela Jahan.N , “Detecting and Segmenting Digital Retinal 

Blood Vessels using  Neural  Network ”, IJCSNS , vol.3, 2013, 

pp.109-116. 

[23] C.R. Dhivyaa, K. Nithya, M. Saranya, “Automatic Detection of 

Diabetic Retinopathy from Color Fundus Retinal Images ”, 

IJRITCC , vol.2, issue 3, 2014, pp.533-536. 

[24] M. V. Anifa Jini, Roopa Jayasingh, “Automated Detection of  

Microaneurysms to asses Diabetics Retinopathy ”, 2014, pp.1-5. 

[25] Nidhal El Abbadi and Enas Al Saadi , “Blood Vessel Diameter 

Measurement on Retinal Image ”, Journal of Computer Science, 

879-883, 2014. 

 

 

 

 
 

 

 

 

 

  

http://www.ijritcc.org/

