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Network analysis and data mining in food
science: the emergence of computational
gastronomy
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Abstract

The rapidly growing body of publicly available data on food chemistry and food usage can be analysed using data
mining and network analysis methods. Here we discuss how these approaches can yield new insights both into the
sensory perception of food and the anthropology of culinary practice. We also show that this development is part
of a larger trend. Over the past two decades large-scale data analysis has revolutionized the biological sciences,
which have experienced an explosion of experimental data as a result of the advent of high-throughput
technology. Large datasets are also changing research methodologies in the social sciences due to the data
generated by mobile communication technology and online social networks. Even the arts and humanities are
seeing the establishment of ‘digital humanities’ research centres in order to cope with the increasing digitization of
literary and historical sources. We argue that food science is likely to be one of the next beneficiaries of large-scale
data analysis, perhaps resulting in fields such as ‘computational gastronomy’.
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Large-scale data analysis
The past two decades have seen the advent of high-
throughput technologies in biology, making it possible to
sequence genomes cheaply and quickly, to measure gene
expression for thousands of genes in parallel, and to test
large numbers of potential regulatory interactions between
genes in a single experiment. The large amounts of data
created by these technologies have given rise to entire new
research areas in biology, such as computational biology
and systems biology. The latter, which attempts to under-
stand biological processes at a ‘systems’ level, is particularly
indicative of the potential advantage that large datasets and
their analysis can offer to biology, and to other fields of
research. This advantage is a ‘birds-eye’ perspective, which,
with the right kind of analysis, can complement the more
established research methods that take place ‘on the
ground’ and investigate the system in much more detail.
An example would be the analysis of high-throughput
gene expression data of tumour tissues in order to high-
light a set of potential candidate genes that may play a role
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in causing a particular cancer. These candidates would then
be investigated one by one, for instance by creating mutant
organisms in which one of these genes is deactivated.
Similar large-scale data analysis methods have more

recently arrived in the social sciences as a result of rapidly
growing mobile communications networks and online
social networking sites. Here too data analysis offers a
birds-eye perspective of large social networks and the
opportunity to study social dynamics and human mobility
on an unprecedented scale. The most recent research
areas to be transformed by information technology are the
Arts and Humanities, which have witnessed the emer-
gence of ‘digital humanities’. As more and more literary
and historical documents are digitized, it becomes possible
to uncover fundamental relationships that underlie large
corpora of literary texts, or long-term historical and polit-
ical developments. A striking example is the discovery by
Lieberman et al. [1] that the regularisation of verbs across
12 centuries of English is governed by a simple quantitative
relationship between the frequency of verb usage and the
speed at which it is regularised.
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Network analysis of flavour compounds
The growing availability of network data in a wide variety
of research disciplines has made complex network ana-
lysis a rapidly growing research area ever since two seminal
publications in the late 1990s uncovered fundamental
principles that underlie many real-world networks such as
social networks, power grids, neural networks and genetic
regulatory networks [2,3]. In recent work [4] we con-
struct a bipartite network of chemical flavour com-
pounds and food ingredients in which a link signifies
the natural occurrence of a compound in an ingredi-
ent. These data were derived from Fenaroli’s Handbook of
Flavour Ingredients [5]. Using a one-mode projection the
bipartite network is converted into a weighted network of
ingredients only, in which the weight of a link between
two ingredients is given by the number of flavour com-
pounds they share. This weighted network shows a modu-
lar organization, with modules corresponding to food
types such as fruits, vegetables and meats. While this
might be expected, it is particularly interesting to see the
location of these modules with respect to each other.
Figure 1 Flavour network . Culinary ingredients (circles) and their chemic
represents the food category that the ingredient belongs to, and the size o
online recipe databases: epicurious.com, allrecipes.com, menupan.com). Tw
compounds. We extracted the list of flavor compounds in each ingredient
Serrano et al. [6] to pick statistically significant links between ingredients. Th
compounds. To reduce clutter, edges are bundled based on the algorithm
Sebastian E Ahnert, James P. Bagrow, and Albert-László Barabási.
Meats for instance lie between fruits and vegetables, and
closer to spices and herbs than seafood does. The backbone
of this network, extracted using the method described in
[6], is shown in Figure 1.
The chef Heston Blumenthal, together with flavour

scientists, has suggested that two foods that share chem-
ical flavour compounds are more likely to taste good in
combination [7]. By comparing the network of ingredients
to a body of 56,498 online recipes, downloaded from
epicurious.com, allrecipes.com, and menupan.com, we
were able to show that this hypothesis is confirmed in
most Western cuisines, but not in Eastern ones. This re-
sult indicates that shared compounds may offer one of
several possible mechanisms that can make two ingredi-
ents compatible.
Our network of ingredients and flavour compounds is

just a first step towards a true network of shared flavour
compound perception, which would have to include
compound concentrations [8] and detection thresholds
[9] in order to further investigate the shared compound
hypothesis. Its most important purpose is to open up a
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al relationship are illustrated [4]. The colour of each ingredient
f an ingredient is proportional to the usage frequency (collected from
o culinary ingredients are connected if they share many flavour
from them and then applied a backbone extraction method by
e thickness of an edge represents the number of shared flavour
by Danny Holten (http://www.win.tue.nl/~dholten/). © Yong-Yeol Ahn,
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new way in which data analysis can aid sensory science and
the study of culinary practice.
In a broader development the increasing availability of

data on food usage, food chemistry and sensory biology is
likely to result in the establishment of new research disci-
plines, such as ‘computational gastronomy’.

Competing interests
The author declares that he has no competing interests.

Acknowledgements
SEA is supported by the Royal Society, UK.

Received: 7 November 2012 Accepted: 8 November 2012
Published: 9 January 2013

References
1. Lieberman E, Michel JB, Jackson J, Tang T, Nowak MA: Quantifying the

evolutionary dynamics of language. Nature 2007, 449:713–716.
2. Watts D, Strogatz S: Collective dynamics of “small-world” networks. Nature

1998, 393:440–442.
3. Barabási AL, Albert R: Emergence of scaling in random networks. Science

1999, 286:509–512.
4. Ahn YY, Ahnert SE, Bagrow JP, Barabási AL: Flavor network and the

principles of food pairing. Sci Rep 2011, 1:196.
5. Burdock GA: Fenaroli’s Handbook of Flavor Ingredients. 5th edition. Boca

Raton: CRC Press; 2004.
6. Serrano MA, Boguña M, Vespignani A: Extracting the multiscale backbone

of complex weighted networks. Proc Natl Acad Sci USA 2009,
106:6483–6488.

7. Blumenthal H: The Big Fat Duck Cookbook. London: Bloomsbury; 2008.
8. Nijssen LM, van Ingen-Visscher CA, Donders JJH: VCF Volatile Compounds in

Food: database. – Version 13.2 – Zeist. The Netherlands: TNO Triskelion;
1963–2012.

9. van Gemert LJ: Flavour threshold values in water and other media. 2nd
edition. Canton, GA: Leffingwell; 2011.

doi:10.1186/2044-7248-2-4
Cite this article as: Ahnert: Network analysis and data mining in food
science: the emergence of computational gastronomy. Flavour 2013 2:4.
Submit your next manuscript to BioMed Central
and take full advantage of: 

• Convenient online submission

• Thorough peer review

• No space constraints or color figure charges

• Immediate publication on acceptance

• Inclusion in PubMed, CAS, Scopus and Google Scholar

• Research which is freely available for redistribution

Submit your manuscript at 
www.biomedcentral.com/submit


	Abstract
	Large-scale data analysis
	Network analysis of flavour compounds
	Competing interests
	Acknowledgements
	References


<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles true
  /AutoRotatePages /PageByPage
  /Binding /Left
  /CalGrayProfile (Dot Gain 20%)
  /CalRGBProfile (sRGB IEC61966-2.1)
  /CalCMYKProfile (U.S. Web Coated \050SWOP\051 v2)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Error
  /CompatibilityLevel 1.4
  /CompressObjects /Tags
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJobTicket false
  /DefaultRenderingIntent /Default
  /DetectBlends true
  /DetectCurves 0.0000
  /ColorConversionStrategy /LeaveColorUnchanged
  /DoThumbnails true
  /EmbedAllFonts true
  /EmbedOpenType false
  /ParseICCProfilesInComments true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 1048576
  /LockDistillerParams true
  /MaxSubsetPct 100
  /Optimize true
  /OPM 1
  /ParseDSCComments true
  /ParseDSCCommentsForDocInfo true
  /PreserveCopyPage true
  /PreserveDICMYKValues true
  /PreserveEPSInfo true
  /PreserveFlatness true
  /PreserveHalftoneInfo false
  /PreserveOPIComments false
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts true
  /TransferFunctionInfo /Apply
  /UCRandBGInfo /Preserve
  /UsePrologue false
  /ColorSettingsFile ()
  /AlwaysEmbed [ true
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /CropColorImages true
  /ColorImageMinResolution 300
  /ColorImageMinResolutionPolicy /OK
  /DownsampleColorImages true
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 300
  /ColorImageDepth -1
  /ColorImageMinDownsampleDepth 1
  /ColorImageDownsampleThreshold 1.50000
  /EncodeColorImages true
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages true
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /ColorImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasGrayImages false
  /CropGrayImages true
  /GrayImageMinResolution 300
  /GrayImageMinResolutionPolicy /OK
  /DownsampleGrayImages true
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 300
  /GrayImageDepth -1
  /GrayImageMinDownsampleDepth 2
  /GrayImageDownsampleThreshold 1.50000
  /EncodeGrayImages true
  /GrayImageFilter /DCTEncode
  /AutoFilterGrayImages true
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /GrayImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasMonoImages false
  /CropMonoImages true
  /MonoImageMinResolution 1200
  /MonoImageMinResolutionPolicy /OK
  /DownsampleMonoImages true
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 1200
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.50000
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /CheckCompliance [
    /None
  ]
  /PDFX1aCheck false
  /PDFX3Check false
  /PDFXCompliantPDFOnly false
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox true
  /PDFXBleedBoxToTrimBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXOutputIntentProfile (None)
  /PDFXOutputConditionIdentifier ()
  /PDFXOutputCondition ()
  /PDFXRegistryName ()
  /PDFXTrapped /False

  /CreateJDFFile false
  /Description <<

    /BGR <>
    /CHS <FEFF4f7f75288fd94e9b8bbe5b9a521b5efa7684002000500044004600206587686353ef901a8fc7684c976262535370673a548c002000700072006f006f00660065007200208fdb884c9ad88d2891cf62535370300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c676562535f00521b5efa768400200050004400460020658768633002>
    /CHT <FEFF4f7f752890194e9b8a2d7f6e5efa7acb7684002000410064006f006200650020005000440046002065874ef653ef5728684c9762537088686a5f548c002000700072006f006f00660065007200204e0a73725f979ad854c18cea7684521753706548679c300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c4f86958b555f5df25efa7acb76840020005000440046002065874ef63002>
    /CZE <>
    /DAN <>
    /DEU <>
    /ESP <>
    /ETI <>
    /FRA <>
    /GRE <>

    /HRV <>
    /HUN <>
    /ITA <>
    /JPN <>
    /KOR <FEFFc7740020c124c815c7440020c0acc6a9d558c5ec0020b370c2a4d06cd0d10020d504b9b0d1300020bc0f0020ad50c815ae30c5d0c11c0020ace0d488c9c8b85c0020c778c1c4d560002000410064006f0062006500200050004400460020bb38c11cb97c0020c791c131d569b2c8b2e4002e0020c774b807ac8c0020c791c131b41c00200050004400460020bb38c11cb2940020004100630072006f0062006100740020bc0f002000410064006f00620065002000520065006100640065007200200035002e00300020c774c0c1c5d0c11c0020c5f40020c2180020c788c2b5b2c8b2e4002e>
    /LTH <>
    /LVI <>
    /NLD (Gebruik deze instellingen om Adobe PDF-documenten te maken voor kwaliteitsafdrukken op desktopprinters en proofers. De gemaakte PDF-documenten kunnen worden geopend met Acrobat en Adobe Reader 5.0 en hoger.)
    /NOR <>
    /POL <>
    /PTB <>
    /RUM <>
    /RUS <>
    /SKY <>
    /SLV <>
    /SUO <>
    /SVE <>
    /TUR <>
    /UKR <>
    /ENU (Use these settings to create Adobe PDF documents for quality printing on desktop printers and proofers.  Created PDF documents can be opened with Acrobat and Adobe Reader 5.0 and later.)
  >>
  /Namespace [
    (Adobe)
    (Common)
    (1.0)
  ]
  /OtherNamespaces [
    <<
      /AsReaderSpreads false
      /CropImagesToFrames true
      /ErrorControl /WarnAndContinue
      /FlattenerIgnoreSpreadOverrides false
      /IncludeGuidesGrids false
      /IncludeNonPrinting false
      /IncludeSlug false
      /Namespace [
        (Adobe)
        (InDesign)
        (4.0)
      ]
      /OmitPlacedBitmaps false
      /OmitPlacedEPS false
      /OmitPlacedPDF false
      /SimulateOverprint /Legacy
    >>
    <<
      /AddBleedMarks false
      /AddColorBars false
      /AddCropMarks false
      /AddPageInfo false
      /AddRegMarks false
      /ConvertColors /NoConversion
      /DestinationProfileName ()
      /DestinationProfileSelector /NA
      /Downsample16BitImages true
      /FlattenerPreset <<
        /PresetSelector /MediumResolution
      >>
      /FormElements false
      /GenerateStructure true
      /IncludeBookmarks false
      /IncludeHyperlinks false
      /IncludeInteractive false
      /IncludeLayers false
      /IncludeProfiles true
      /MultimediaHandling /UseObjectSettings
      /Namespace [
        (Adobe)
        (CreativeSuite)
        (2.0)
      ]
      /PDFXOutputIntentProfileSelector /NA
      /PreserveEditing true
      /UntaggedCMYKHandling /LeaveUntagged
      /UntaggedRGBHandling /LeaveUntagged
      /UseDocumentBleed false
    >>
  ]
>> setdistillerparams
<<
  /HWResolution [2400 2400]
  /PageSize [595.440 793.440]
>> setpagedevice


