-

View metadata, citation and similar papers at core.ac.uk brought to you byff CORE

provided by Xiamen University Institutional Repository

R miG: 10384 nR5 Y
25 27720090153637 UDC

m £ = M w X

FHMII MR EHEAEZLFF PN

Conditional Independence Test and Its Applications in
Economics

T ®

FF2ITE L BRI FEE AR
+ b & M B ELERFF
LR AM: 2013 5 5 A
WL AHIE: 2013 % 5 A
FERTAH: 2013 5 5 A

BRI
N


https://core.ac.uk/display/41395933?utm_source=pdf&utm_medium=banner&utm_campaign=pdf-decoration-v1




JB 1R 22 A i SR B e 75

AN 2 AN SR A NAE T I 45 T8 AL 58 5 B 70K
Ko ANERLGEFZH LA Nsideth D2 kRN FURCR,
A3 DLE =07 WA TR B, R SR A e A (T RS2 AR 7T
BZAARTESIRE GRAT) ) o

HHh, ZAALR SO ( )RR (D)
RIRE FURCR, R1E ( ) R () A ohEEeE
Hged, fE ( ) LI ETB . GEELM E¥ESHNIE

IR R 71 57 NBCSEIR = A AR, ORE A BN AR, Al L
AERFAIE . )

PN (B4 -
F A H






B I TR 22200 SCE R BT F 75

ANFRETTREERE Ch N RILAN E 2247 291 B AT 58t 70
) SERUE OR B AV IR S, IR A BT B AR R WL I RS
FALR L CEFRAR AT TR0 VR AALR SCHE N TR =
T LA R AN . 0. ANFRRETTRSER AR SO 2 F
f e B2 AR SO A R R AT R, R S ST B AU
G0 AR, RN g Enelc e U E R #2018 3.

RN T

( ) LAJETTRZAR S D4 W B e IR 2 L8 3,
T % A H AR s ol Bk AR A

( ) 2AGRE, 1 A] LR AL

(T AE LA RS 5 4T “ V7 BUR BN AR . RE AR
Pife CaZ T RARE R B2 ® e AR, REETTRERE
R RHEN ARSI AIF LRI WA RS 1, A
NATFEALR S, Y& IR AL O

ﬁ

FN (B4 -
* A H






i 22

FAFMSIAEAE IR R P EEM S, MUELTFSRERPRR T2
RIAY, T IS RESE T iFEA T MG i — RV EER, W REBRERE
i MEEARRIRKG R BV NS, ESEG . B E S E
W LA S AL B L 2 5 T S5 S N 7 TR o A . N, AR TR
MSTERE SRR, AT R MRS B E ST E, FEA
FEEIAWFCECR, MMy SEUER 784 R A SE & B AT SE R 8 T A .

RKEZT GRS MR R, R AR BN R R, W
FE ¢ M1 F Gt BRI SR RFAE, Wi ANE FH T AR PEHE L T 1) 2% AT
PEATSS AR Dy 1 [R)I 4r R 0 % 4 Rl AR B 2 [R] (1) e M RN 22 il 4 1 2% A 52 el %
2, WO SCHERE BhAR S BT RGOSR S S R AR, XSt
B UE AR I YEROR 0, BCE AR G T AT, VR EREE R
R T SRR AR . FRERIIAA SCERI A R AL, AHE TS BRI pR BN HE 2
DA RAER, Rt 7 BAAE SISO A RN . BefE SN
G B S F T IR0 A2 B 22 [B] 2R 50 R IR SR AT A2 VA B vt B DL S — RAIIRAE
GuitiE, JERBEIRHTFTRCR N B SEPR 2 G 4 ml ) G T e .

H5E, AT AT B B B R (e B AR e, A B SR AT AR IR U I T AR
MOT R ST B . 155 TRMERE. AESERA 8 B LA SR AR 52 AX A T
FHARRENBOER, 240 EISGE R T Su and Spingler (2013)M1. Su
and White (2007, 20081, 2013#!), Huang (2010)*'. Bouezmarni and Taamouti
(2012)%8, Bouezmarni et al. (2012)745 46 K £ ¥ 7E JF S MM 42 N Wi 1) S it
&, MR S R R e Rk, Be 0 R ) W SR T AR 1 O R ) R
HRMBE . 54, 5 Su and White (2012)8155 11 & 1) 7 I 75 A3 4K 36 H A4 5L
WARSEEAFRPZ, KXFHIFELE BIRA FM T8RN T e B 5
Ao IXWASAS AR G0 v B[R I o A T e A T AN [R] e 20 4, AN T Lin and
Gozalo (1996)!, Delgado and Gonzalez-Manteiga (2001)1% L) & Su and Spingler
(2013) WSk B T A e i =, S Ya R SR N B

HK, HIA KZHCCHER (W1 Su and White, 20072 AR, AR HIAH
[F)H B Al T S A B S AN A A PR E s 2, R iF & AR S HUfh TR Z 3L R
JE GiTHE T BT . R M AR B 7 SN 1T O A I HE ST, (H R AE
SEBR N R T IR AN R N B AR TAE, FFHEENCE TRIFEN AR

I



APERT, R R . SRR RIS R W AR S G vt B 5 T i o0 An B
AR R G H AR, o KRR FE 771 B 28 7 V545 17K P-4 i ) 2

Bk, @R RS R IS gt B O T A B S ECR A N S8, ASCE
A IE T Re % 25 B T 25 288 B 2 R B S AR AR AE St &
RV R FEAEG R T HNZER R0 KR Renlth, 250 Hh—
MBI SECR — W S, TUMERELEMIEE AR RERS IR
A%} F Fan and Li (1996)™!, Lavergne and Vuong (2000)!2' DL 2 Ait-Sahalia et al.
QOO G IR BRI STt &E, ARG E AR A E PSR
FEAEE LA FRAE A BT, 1 HLI& FH T ek 1t 2540 AN ik 18] e 710 bt o A 0 T
Granger (19694 Y] F Gl &, ARG Bk A 2 e A ndE L
PESMER ZARBIR K R, NI EIEH T ARZ I HESE T 19 35 (8 4% = 28 B 2R A B
R S5 ak, X AN B Z 800 A K — B i 3, AT DR 36 2% A AN A Ok Aar
gt g HXANFEIZE D 0k e, AT A R T ERAES
M4t . 5 Hong (1997)15), Hong and Shehadeh (1999)19 DL & Hsiao and Li
(200155 53 77 ZE AT IR e 1 E B OB T e MR B TR AN A 2, A 264
BB A T R W e AAESHOE A, B 1B B E D i 0] A 56 25 SR
AR

WJE, AL S T T 2 A A = AR RUR AT . B B Ao Tolk %
AT A BEIE A IS L AR R 28 1) By IR BE SR Joit Ao B DA S AN T 336 H 2808
R s 9 N R 22451, ) B SR AT R B SE PR M HAME . X LS SEUERIF IR — U T
BHAXG T ERS T F 4= A Suand White (2007)P 454011 & To ik 3R M AE
LR R, R TALG T ERANLS, NIA ST 2 R HIEL R Z)
28 5% 4 b AR B 2 (A R R Al T A iuE s — At 7T — RIIA R
HIREFeehie, andkE = B 2 AR XU R HEX FRAE =AR I R G & Sk
XA FEUT A G KA R ZE 5 IRAB AR 2R PP A B Rk
Jit L R AN T AR AR R 2 M Vi AN 25 56, Re S T T N A 1 B L
GEHRT I E A EBUR R AL — 2 S F K .

KA SFAFOLVE, RAEREL AESEURA, MEARRALR, STh,

II



Abstract

Conditional independence is an important concept in probability theory and a widely
used assumption in economic and financial modeling. It encompasses many important
hypotheses in econometrics and statistics, such as Markov property, Granger causali-
ty, missing at random and exogeneity, and plays important roles in both econometric
theories including parameter estimation as well as model specification and empirical
applications such as data processing and economic forecasting. Therefore, studying on
the test of conditional independence will contribute to develop new econometric tests
about some related hypotheses, enrich and improve the existing literature and further

provide more reasonable and reliable tools for empirical applications.

A great quantity of economic and financial theories and real data indicate the non-
linear relationship among most of variables. Since ¢ and [’ tests will miss many im-
portant nonlinear phenomenons which generally exist in economic system, they are
no longer applicable in nonlinear framework. To capture linear and various nonlin-
ear relationships simultaneously, some literature tests conditional independence using
nonparametric approach. However, these tests either suffer from severe curse of di-
mensionality problem, or do not have pivotal limiting distribution, and therefore could
not be used in empirical studies conveniently. Considering the shortcomings of exist-
ing literature, this dissertation proposes a model-free test for conditional independence
based on characteristic function and nonparametric regression approach and construct-
s a class of derivative tests gauge possible sources of conditional dependence. These
tests have higher convergence rate and better finite sample performance than existing
literature. Furthermore, this dissertation also applies these tests to study the relation-
ships between economic and financial variables. Specifically, the contributions of this

dissertation could be summarized as follows:

Firstly, by taking Fourier transformation of the conditional densities, this disser-
tation proposes a model-free test for conditional independence based on characteristic
functions. Thanks to the use of nonparametric regression approach, conditional char-
acteristic functions and the representation of the null hypothesis, which only relates to
densities conditional on conditional variables, our test can detect a class of local al-
ternatives that converge to the null hypothesis at a faster rate than most of the existing
tests in the literature, such as Su and Spingler (2013), Su and White (2007, 2008, 2013),
Huang (2010), Bouezmarni and Taamouti (2012), Bouezmarni et al. (2012). That is,

our test is locally more powerful and could detect a class of local alternatives that con-
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verge to the null hypothesis at a faster rate. Moreover, in contrast with Su and White’s
(2012) test, which is only pivotal for independence and martingale difference sequence
observations, our test has a convenient asymptotic standard normal distribution under
£ mixing conditions. As a results, our test is applicable in both cross-sectional and
time series contexts, and has extensive applications in comparison with Lin and Gozalo
(1996), Delgado and Gonzalez-Manteiga (2001) and Su and Spingler (2013), which is

only applicable in cross-sectional data.

Secondly, unlike many nonparametric tests of conditional independence (e.g. Su
and White, 2007), we use a single bandwidth rather than two different bandwidths in
estimating both the conditional joint and marginal characteristic functions. As a re-
sult, nonparametric estimation errors of the conditional joint and marginal characteris-
tic functions jointly affect the asymptotic distribution of our test statistic. Although this
renders it more challenging to derive the asymptotic distribution of our test, it signifi-
cantly improves the size performance of the proposed test in finite samples and avoids
difficulties in choosing multi-bandwidths. Monte carlo simulation study shows that our
tests have reasonable size using asymptotic critical values. It does not seem to be neces-
sary to use bootstrap for our test, which is practically appealing because nonparametric

bootstrap is very time consuming.

Thirdly, by differentiating our test statistic of conditional independence with re-
spect to auxiliary parameters at the origin up to various orders, this dissertation first-
ly proposes a class of useful derivative tests to gauge possible sources of conditional
dependence, which allow researchers to detect possible sources of rejection under a
unified framework. Specifically, taking the first order partial derivative with respect to
one auxiliary parameter, our test is a model-free test for omitted variables. This test
is not only more powerful and has better finite sample performance than Fan and Li
(1996), Lavergne and Vuong (2000), Ait-Sahalia et al. (2001), but also is applicable
in both cross-sectional and time series contexts. Compared with Granger’s (1969) F'
test, this test could capture linear and various nonlinear Granger causality in mean si-
multaneously, and therefore is more reliable in testing Granger causality in mean under
the nonlinear framework. In addition, by taking the first order partial derivatives with
respect to two auxiliary parameters, this test yields a nonparametric test of conditional
uncorrelatedness, whereas taking the second order partial derivatives yields a nonpara-
metric test of conditional heteroscedasticity. In contrast with Hong (1997), Hong and
Shehadeh (1999), Hsiao and Li (2001), our test avoids misidentification problem by
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setting nonparametric conditional mean and conditional variance models.

Finally, to show the significant value of our theoretical results, this dissertation
applies the test statistic of conditional independence and the derivative tests to study
relationships between various economic and financial variables, including nonlinear
Granger causalities between China’s output and money, the influence of money over-
hang to different sectors of industry, the Markov property of stock price index and
interest rate, and the spillover effect in exchange rate market. On the one hand, our
studies highlight the comparative advantages of our tests by documenting some nonlin-
ear relationships which are ignored by the traditional Granger causality test and Su and
White’s (2007) test and provide justification on necessity of modeling the relationships
of economic and financial variables via nonlinear models. On the other hand, we al-
so obtain several interesting conclusions, such as the bidirectional asymmetric Granger
causality relationships between China’s money and output, the different effects of mon-
ey overhang on various sectors of industry, the violation of Markov property of stock
price index and interest rate as well as the existence of nonlinear spillover effect in
exchange rate market. These conclusions may be helpful in building proper econo-
metric models and provide valuable reference to decision makers in making reasonable

economic policies.

Key Words: Conditional Independence, Characteristic Function, Nonparametric Re-

gression, Granger Causality Test , Money, Output.
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