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1. Introduction and meotivation

Conditional expressions are pivotal in representing knowledge and reasoning abilities of intelligent agents. Conditional
reasoning features in a wide range of areas spanning non-monotonic reasoning, causal inference, learning, and more gener-
ally reasoning under uncertainty.

This paper proposes an algebraic structure for conditional events which serves as a logical basis to analyse the concept
of conditional probability — a fundamental tool in Artificial Intelligence.

At least since the seminal work of Gaifman [22], who in turn develops the initial ideas of his supervisor Alfred Tarski
[31], it has been considered natural to investigate the conditions under which Boolean algebras - i.e. classical logic - played
the role of the logic of events for probability. The point is clearly made in [23]:

Since events are always described in some language they can be identified with the sentences that describe them and
the probability function can be regarded as an assignment of values to sentences. The extensive accumulated knowledge
concerning formal languages makes such a project feasible.

We are interested in pursuing the same idea, but taking conditional probability as a primitive notion and obtain uncondi-
tional probability by specialisation. Taking conditional probability as primitive has a long tradition which dates back at least
to [12] and includes [32,44,45,51]. The key justification for doing this lies in the methodological view that no assessment of
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probability takes place in a vacuum. On the contrary, each probabilistic evaluation must be done in the light of all and only
the available evidence. In this sense, any probabilistic assessment of uncertainty is always conditional.

The first step in achieving our goal is to clarify how conditional knowledge and information should be represented.
To do this we put forward a structure for representing conditional events, taken as the primitive objects of uncertainty
quantification. In other words we aim to capture the logic/algebra which plays the role of classical logic when the focus of
probability theory is shifted on conditional probability. In our preliminary investigations [20,21] on the subject we suggested
taking the methodological approach of asking the following questions:

(i) which properties of conditional probabilities depend on properties of the measure and do not depend on the logical
properties of conditional events?
(ii) which properties do instead depend on the logic - whatever it is — of conditional events?

Bruno de Finetti was the first not to take the notion of conditional events for granted and argued that they cannot be
described by truth-functional classical logic. He expressed this by referring to conditional events as trievents [12,14], with
the following motivation. Since, intuitively, conditional events of the form “a given b” express some form of hypothetical
assertion - the assertion of the consequent a based on the supposition that the antecedent b is satisfied - the logical evalua-
tion of a conditional amounts to a two-step procedure. We first check the antecedent. If this is not satisfied, the conditional
ceases to mean anything at all. Otherwise we move on to evaluating the consequent and the conditional event takes the
same value as the consequent.

This interpretation allowed de Finetti to use the classical notion of uncertainty resolution for conditional events implicitly
assumed by Hausdorff and Kolmogorov, except for the fact that de Finetti allowed the evaluation of conditional events to be
a partial function. This is illustrated clearly by referring to the betting interpretation of subjective probability, which indeed
can be extended to a number of coherence-based measures of uncertainty [18,19]. To illustrate this, fix an uncertainty
resolving valuation v, or in other words a two-valued classical logic valuation. Then de Finetti interprets conditional events
“0 given ¢” as follows:

won ifv(ip)=v(®)=1;
abeton “0 given ¢” is { lost ifv(p)=1and v(®) =0;
called-off if v(¢) =0.

This idea has been developed in uncertain reasoning, with links with non monotonic reasoning, in [17,36,35,34]. In the
context of probability logic, this approach has been pursued in detail in [9]. Note that this latter approach is measure-
theoretically oriented, and yet the semantics of conditional events is three-valued. The algebra of conditional events
developed in the present paper, on the contrary, will be a Boolean algebra. Hence, as we will point out in due time,
the three-valued semantics of conditional events is not incompatible with requiring that conditional events form a Boolean
algebra. What makes this possible is that uncertainty-resolving valuations no longer correspond to classical logic valuations,
as in de Finetti’s work. Rather, as it will be clear from our algebraic analysis, they will correspond to finite total orders of
valuations of classical logics. This crucially allows for the formal representation of the “gaps” in uncertainty resolution which
arise when the antecedent of a conditional is evaluated to 0, forcing the bet to be called off.

Some readers may be familiar with the copious and multifarious literature spanning philosophical logic, linguistics and
psychology which seeks to identify, sometimes probabilistically, how “conditionals” depart from Boolean (aka material) im-
plication. Within this literature emerged a view according to which conditional probability can be viewed as the probability
of a suitably defined conditional. A detailed comparison with a proposal, due to Van Fraassen, in this spirit will be done
in Subsection 8.2. However it may be pointed out immediately that a key contribution of this literature has been the very
useful argument, due to David Lewis [39], according to which the conditioning operator “|” cannot be taken, on pain of
trivialising probability functions, to be a Boolean connective, and in particular material implication. This clearly reinforces
the view, held since de Finetti’s early contributions, that conditional events have their own algebra and logic. A key con-
tribution of this paper is to argue that this role can be played by what we term Boolean Algebras of Conditionals (BAC).
Armed with these algebraic structures, we can proceed to investigate the relation between conditional probabilities and
(plain) probability measures on Boolean Algebras of Conditionals. In particular we construct, for each positive probability
measure on a finite Boolean algebra, its canonical extension to a Boolean Algebra of Conditionals which coincides with the
conditional probability on the starting algebra. Hence we provide a formal setting in which the probability of conditional
events can be regarded as conditional probability. This contributes to a long-standing question which has been put forward,
re-elaborated and discussed by many authors along the years, and whose general form can be roughly stated as follows:
conditional probability is the probability of conditionals [1,39,49,51,26,33].!

1 To some extent it can be regarded as a simplified version of Adams’s thesis [1,2], claiming that the assertibility of a conditional a = b correlates with
the conditional probability P(b | a) of the consequent b given the antecedent a. A more concrete statement of this thesis was put forward by Stalnaker by
equating Adam'’s notion of assertability with that of probability: P(a = b) = P(a A b)/P(a), whenever P(a) > 0, known in the literature as Stalnaker’s thesis
[49].
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In the late 1960 logic-based Artificial Intelligence started to encompass qualitative uncertainty. First through the notion
of negation-as-failure in logic programming, then with the rise of non-monotonic logics, a field which owes substantially to
the 1980 double special issue of Artificial Intelligence edited by D.G. Bobrow. Much of the following decade was devoted to
identifying general patterns in non monotonic reasoning, in the felicitous turn of phrase due to David Makinson [41]. One
prominent such pattern emerged from the semantical approach put forward by Shoham [48]. According to it, a sentence
6 is a non-monotonic consequence of a sentence ¢ if 6 is (classically) satisfied by all preferred or most normal models of ¢.
This equipped the syntactic notion of defaults - i.e. conditionals which are taken to be defeasibly true - with a natural
semantics: defaults are conditionals which are “normally” true, where normality is captured by suitably ordering classical
models. Ordered models have then been the key to providing remarkable unity [38] to non-monotonic reasoning, which by
the early 2000s encompassed not only a variety of default logics [42], but also AGM-style theory revision [40] and social
choice theory [46].

In light of all this, it is noteworthy that the Boolean Algebras of Conditionals lend themselves to an axiomatisation which
turns out to be sound and complete with respect to a class of preferential structures. The details are deferred to Section 7,
where in addition we show that the logic of boolean conditionals therein defined satisfies the properties of preferential
non-monotonic consequence relations, in the sense pioneered by the seminal paper [37] and refined by [38]. In spite of
its technical simplicity, we think this result is methodologically very significant for it provides strong reasons in support of
the very definition of the Boolean Algebra of Conditionals. In other words, the fact that its logical counterpart leads to the
most widely investigated framework for nonmonotonic reasoning, justifies our interpretation of the algebra investigated in
Section 3 as the algebra of conditionals.

Structure and summary of contributions of the paper The paper is structured as follows. After this introduction and recalling
some basic facts about Boolean algebras in Section 2, we present in Section 3 the main construction which allows us
to define, starting from any Boolean algebra A of events, a corresponding Boolean algebra of conditional events C(A). These
algebras C(A), whose elements are objects of the form (a | b) for a,b € A and their boolean combinations, are finite if the
original algebras A are so.

Section 4 is dedicated to the atomic structure of Boolean algebras of conditionals. The main result is a full characteriza-
tion of the atoms of each finite C(A) in terms of the atoms of A. This characterization is a fundamental step for the rest of
the paper. Further elaborating on the atomic structure, Section 5 presents two tree-like representations for the set of atoms
of an algebra of conditionals which will be decisive in establishing the main result of the paper in Section 6.

In fact, Section 6 introduces probability measures on Boolean algebras of conditionals and presents our main result to the
effect that every positive probability P on a finite Boolean algebra A can be canonically extended to a positive probability
pp on C(A) which agrees with the “conditionalised” version of the former. That is, we prove that, for every a,b € A with
b#1,

mp((@| b)) =P(aAb)/P(b).

As a welcome consequence of our investigation we provide an alternative, finitary, solution to the problem known in the
literature as the strong conditional event problem, introduced and solved in the infinite setting of the Goodman and Nguyen'’s
Conditional Event Algebras of [26].

Although our Boolean algebras of conditionals do not allow for an equational description, the characterizing proper-
ties of these algebras are expressible in an expansion of the language of classical propositional logic and hence they give
rise naturally to a simple logic of (non-nested) conditionals, that we name LBC (for Logic of Boolean Conditionals). This is
investigated in Section 7, where we axiomatize the logic and prove soundness and completeness with respect to a class
of preferential structures. Moreover, we show that LBC satisfies the properties of preferential non-monotonic consequence
relations, in the sense pioneered by the seminal paper [37] and refined by [38]. Finally, Section 8 draws some detailed com-
parisons between our contributions and the research on Measure-free conditionals (Subsection 8.1) and with Conditional
Event Algebras (Subsection 8.2). Section 9 outlines a set of key issues for future work.

To facilitate the reading of the paper, most proofs are relegated to an appendix.

2. Preliminaries: Boolean algebras in a nutshell

The algebraic framework of this paper is that of Boolean algebras and hence its logical setting is that of classical propo-
sitional logic (CPL). Here, we will briefly recap on some needed notions and basic results about Boolean algebras and CPL,
for a more exhaustive introduction about this subject we invite the reader to consult [7, §IV], and [10,25,29].

Given a countable (finite or infinite) set V of propositional variables, the CPL language L(V) (or simply L when V will
be clear by the context) is the smallest set containing V and closed under the usual connectives A, Vv,—, L, and T of type
(2,2,1,0,0). Along this paper we will use the notation ¢, v, etc (with possible subscript) for formulas. Further, we shall
adopt the following abbreviations:

o> Y ==V, @9 =(@—>V)AY —> Q).
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We shall denote by cp; the provability relation of CPL, in particular we will write F-cp; ¢ to denote that ¢ is a theorem.

A logical valuation (or simply a valuation) of L is a map from v : V — {0, 1}, which uniquely extends to a function, that
we denote by the same symbol v, from L to {0, 1} in accordance with the usual Boolean truth functions, i.e. v(¢ A ¥) =
min{v (@), v(¥)}, v(L) =0, v(—¢) =1 — v(p), etc. We shall denote by Q the set of all valuations of L. For a given formula
¢ and a given valuation v € €2, we will write v |=¢ whenever v(g) =1.

We will broadly adopt, analogously to the above recalled logical frame, the signature (A, v, —, L, T) of type (2,2,1,0,0)
for the algebraic language upon which Boolean algebras are defined. Thus, the same conventions and abbreviations of L
can be adopted also in the algebraic setting. Further, in every Boolean algebra A= (A, A, Vv,—, L, T) we shall write a <b,
whenever a — b = T. The relation < is indeed the lattice-order in A. Thus, a <b iffanb=a iffavb=h.

Along this paper, in order to distinguish an algebra from its universe, we will denote the former by A, B etc, and the
latter by A, B etc, respectively.

Recall that a map h : A — B between Boolean algebras is a homomorphism if h commutes with the operations of their
language, that is, h(Ta) = Tg, h(—aa) = —gh(a), h(a Ana b) = h(a) Ag h(b) etc, (notice that we adopt subscripts to distin-
guish the operations of A from those of B). Bijective (or 1-1) homomorphisms are called isomorphisms and if there is a
isomorphism between A and B, they are said to be isomorphic (and we write A= B).

A congruence of a Boolean algebra A is an equivalence relation = on A which is compatible with its operations (see [25,
§17]), that is, for every a,a’,b,b’ € A, ifa=da and b=b' then —a=—d’,arb=d Ab' and avb=d vb'. The compatibility
property allows us to equip the set A/= = {[a] | a € A} of equivalence classes with operations inherited from A, endowing
A/= with a structure of Boolean algebra, written A/—=, and which is called the quotient of A modulo =. For a later use, we
further recall that for all a,a’ € A such that a =d/, the equality [a] = [a’] holds in A/=. Recall that for any subset X C A x A,
the congruence generated by X is the smallest congruence =x which contains X. The congruence =y always exists [7, §5].

Boolean algebras form a variety, i.e. an equational class, in which, for any (countable) set V, the free V-generated alge-
bra Free(V) (see [7, §lI]) is isomorphic to the Lindenbaum algebra of CPL over a language whose propositional variables
belong to V (see for instance [6]). Since these structures will play a quite important role in the main construction we
will introduce in Section 3, let us briefly recap on them. Given any set V of propositional variables, we denote by L(V)/=
the set of equivalence classes of formulas of the language L(V) modulo the congruence relation = of equi-provability, i.e.,
two formulas ¢ and ¢ are equi-provable iff Fcp; @ <> . The algebra L(V) = (L(V)/=, A,V,—, L, T) is a Boolean algebra
called the Lindenbaum algebra of CPL over the language L(V). Therefore, a map v :L(V) — {0, 1} is a valuation iff it is a
homomorphism of L(V) into 2 (where 2 denotes the Boolean algebra of two elements {0, 1}).

Definition 2.1. An element a of a Boolean algebra A is said to be an atom of A if a > 1 and for any other element b € A
such thata>b> 1, eithera=b or b= L.

For every algebra A, we shall henceforth denote by at(A) the set of its atoms and we will denote its elements by «, 8, y
etc. If ab(A) # @, A is called atomic, otherwise A is said to be atomless. If A is finite, then it is atomic. In particular, if V
is finite, the Lindenbaum algebra L(V) is finite as well and thus atomic [4]. In fact, if | - | denotes the cardinality map, if
|V| =n then |obt(L(V))| =2", and |L(V)| = 22" The following proposition collects well-known and needed facts about atoms
(see e.g. [7, §I] and [29, §16]). It recalls, among other things, that at(A) is a partition of an atomic algebra A. Recall that a
partition of a Boolean algebra is a collection of pairwise disjoint elements different from | whose supremum is T.

Proposition 2.2. Every finite Boolean algebra is atomic. Further, for every finite Boolean algebra A the following hold:

(i) forevery o, B € ab(A), x A B = L;
(ii) foreverya e A,a =\, . Thus, in particular, \/ yeopay @ =T,
(iii) foreach a € ot(A), the map hy, : A — 2 such that hy (a) =1 ifa > « and hy (a) = 0 otherwise, is a homomorphism. Furthermore,
the map X\ : a +— hy is a 1-1 correspondence between at(A) and the set of homomorphisms of A in 2;
(iv) if A=L(V) with V finite, the map A as in (iii) is a 1-1 correspondence between the atoms of L(V') and the set Q of valuations of
V.

Moreover, a subset X = {x1, ..., Xn} C A coincides with at(A) iff the following two conditions are satisfied:

(a) X isapartition of A(i.e.x; AXxj= Lifi# j, and \/I":] xi=T);
(b) every x; € X is such that 1. < x; and thereisno b € A such that 1. <b < x;.

3. Boolean algebras of conditionals

In this section we introduce the notion of Boolean algebras of conditionals and prove some basic properties. For any
Boolean algebra A, the construction we are going to present builds a Boolean algebra of conditionals that we shall denote
by C(A). In the following, given a Boolean algebra A, we will write A’ for A\ {.L}.

Intuitively, in a Boolean algebra of conditionals over A we will allow basic conditionals, i.e. objects of the form (a | b) for
ae A and b € A/, to be freely combined with the usual Boolean operations up to certain extent. Recall from the introduction
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that our main goal is to distinguish, as far as this is possible, the properties of the uncertainty measure from the algebraic
properties of conditionals. This means that we must pin down properties which make sense in the context of conditional
reasoning under uncertainty. Those properties are summed up in the following four informal requirements, which guide our
construction.

R1 For every b € A’, the conditional (b | b) will be the top element of C(A), while (=b | b) will be the bottom;

R2 Given b € A’, the set of conditionals A |b={(a|b):ae A} will be the domain of a Boolean subalgebra of C(A), and in
particular when b =T, this subalgebra will be isomorphic to A;

R3 In a conditional (a | b) we can replace the consequent a by a A b, that is, we require the conditionals (a | b) and (aAb | b)
to represent the same element of C(A);

R4 For allae€ A and all b,c € A/, if a < b < ¢, then the result of conjunctively combining the conditionals (a | b) and (b | ¢)
must yield the conditional (a | c).

Whilst conditions R1-R3 do not require delving into particular justifications, it is worth noting that R4 encodes a sort of
restricted chaining of conditionals and it is inspired by the chain rule of conditional probabilities: P(a|b)-P(b|c)=P(a|c)
whenever a <b <c.

Given these four requirements, the formal construction of the algebra C(A) is done in three steps described next.?

The first one is to consider the set of objects A|A={(a|b):aec A,be A’} and the algebra

Free(A | A) = (Free(A| A),n, U, ~, L*, T%).

Recall from Section 2 that Free(A | A) is (up to isomorphism) the Boolean algebra whose elements are equivalence classes
(modulo equi-provability) of Boolean terms generated by all pairs (a |b) € A | A taken as propositional variables. In other
words, in Free(A | A) two Boolean terms can be identified (i.e. they belong to the same class) only if one term can be
rewritten into the other one by using only the laws of Boolean algebras. For instance (a | b) i (c|b) and (c|b) 1 (a|b)
clearly belong to the same class in Free(A | A), but (a A c | b) does not, a fact that is not in agreement with requirement R2.
Therefore, in a second step, in order to accommodate the requirements R1-R4 above we need to identify more classes
in Free(A | A). In particular, we would like (a Ac|b), (a|b) i (c|b) and (c|b) M (a|b) to represent the same element in
the algebra C(A). Thus, to enforce this and all the other desired identifications in Free(A | A), we consider the congruence
relation on Free(A | A) generated by the subset € C Free(A | A) x Free(A | A) containing the following pairs of terms:

(C1) ((b|b), T*), for all b e A’;

(C2) ((a1 |bym(az | b), (a1 Aaz | b)), for all a1,a; € A, be A';

(C3) (~(a|b), (—a|b)), forallac A, be A’;

(C4) ((@nb|b),(a|by), forallaec A beA;

(C5) ((@|byn(blc), (alc)), forallae A, b,ce A such thata<b <c.

Note that (C1)-(C5) faithfully account for the requirements R1-R4 where, in particular, (C2) and (C3) account for R2. In
particular, observe that, continuing the discussion above, now the elements (a A c|b), (a|b)m(c|b) and (c|b) M (a|b)
belong to the same class under the equivalence =¢.

Then, we finally propose the following definition.

Definition 3.1. For every Boolean algebra A, we define the Boolean algebra of conditionals of A as the quotient structure

C(A) =Free(A | A)/—,.

Note that, by construction, if A is finite, so is C(A). For the sake of an unambiguous notation, we will henceforth distin-
guish the operations of A from those of C(A) by adopting the following signature:

C(A) = (C(A), m, 4, ~, LQ‘, Tg).

Remark 3.2 (Notational convention). Since C(A) is a quotient of Free(A | A), its generic element is a class [t]=,, for t being
a Boolean term, whose members are equivalent to t under =¢. For the sake of a clear notation and without danger of
confusion, we will henceforth identify [f]=, with one of its representative elements and, in particular, by t itself. Given
two elements tq,t; of C(A), we will write t; =t meaning that t; and t, determine the same equivalence class of C(A) or,
equivalently, that t|{ =¢ t;. O

It is then clear that, using the above notation convention, the following equalities, which correspond to (C1)-(C5) above,
hold in any Boolean algebra of conditionals C(A).

2 Qur construction is inspired by the one by Mundici for algebraic tensor products [43].



6 T. Flaminio et al. / Artificial Intelligence 286 (2020) 103347

Proposition 3.3. Any Boolean algebra of conditionals C(A) satisfies the following properties for alla,a’ € Aandb,c € A’:

(i) bIb)y=Te;

(ii) (@|b)ymi(c|b)=(aAc|b);

(iii) ~(a|b) = (—a|b);

(iv) (@Ab|b)=(alb);
(v)ifa<b<c,then(a|b)yn(b|c)=(a]c).

Straightforward consequences of (iv) and (v) above are the following.

Corollary 3.4.

(i) b—al|b)y=(al|b);
(ii) @anb| T)y=(@|b)n(b|T);
(iii) @anb|cy=(@|bAac)ri(b]c).

Notice that (iii) above corresponds to the qualitative version of axiom CP3 of [30, Definition 3.2.3].

It is convenient to distinguish the elements of C(A) in basic and compound conditionals. The former are expressions of
the form (a | b), while the latter are those terms t which are (non trivial) Boolean combination of basic conditionals but
which are not equivalent modulo =¢ (and hence not equal), to any element of C(A) of the form (a | b). For instance, if
by # by € A’ there is no general rule, among (C1)-(C5) above, which allows us to identify in C(A) the term (a | b1) M (a| bz)
with a basic conditional of the form (x| y) whilst, the term (aj | b) M (az | b) coincides in C(A) with the basic conditional
(a1 Aaz | b), as required by (C2).

Example 3.5. Let us consider the four elements Boolean algebra A whose domain is {T,a, —a, L}. Then, A| A= {(T,T),
(T,a), (T,—-a), (a,T), (a,a), (a,—a), (—a, T), (—a,a), (—a,—a), (L, T), (L,a), (L,—a)} has cardinality 12 and Free(A | A)
is the free Boolean algebra of 22" elements, i.e. the finite Boolean algebra of 2!? atoms. However, in C(A) the following
equations hold (and the conditionals below are hence identified):

LTe=(T|T=@|Dua|T)=(T|a)=(a]a)=(—a|—a);
2.(TIMN@M=(TAralT)=@|T)=~(=al|T),
3.(TIMN(Ea| M =TA-a|T)y=(al T)=~(@|T),

4 Le=~T|T)=LID=@|Dn(=a| T)y=@| THn~@]|T).

Thus, it is easy to see that C(A) contains only four elements that are not redundant under =¢: (T | T),(a| T), (—a |
T),(L|T). As we will show in Section 4 (see Theorem 4.4) C(A) has 2 atoms and it is indeed isomorphic to A. O

Next, we present some further basic properties of Boolean algebras of conditionals which are not immediate from the
construction. However, since their proofs are essentially trivial, we also omit them.

Proposition 3.6. The following conditions hold in every Boolean algebra of conditionals C(A):

(i) foralla,ce A, (a| T)=(c| T)iffa=c;
(ii) forallb e A’, (=b | b) = L¢;
(iii) foralla,c e A,andbe A’, (a|b)u(c|b)y=(avc|b);

For every fixed b € A/, we can now consider the set A |b={(a|b) |a € A} of all conditionals having b as antecedent. The
following is an immediate consequence of (i-iii) of Proposition 3.3 and Proposition 3.6 (iii) above.

Corollary 3.7. For every algebra C(A) and for every b € A’ the structure A|b= (A | b,n, U, =, Lg, T¢) is a Boolean subalgebra of
C(A). In particular, the algebra A | T is isomorphic to A.

As in any Boolean algebra, the lattice order relation in C(A), denoted by <, is defined as follows: for every t1, t; € C(A),

t <tiffti Nty =t1iffty Uty =t

The following propositions collect some general properties related to the lattice order < defined above. Nevertheless,
some further and stronger properties on the < relation between basic conditionals will be provided at the end of Section 4,
once the atomic structure of the algebras of conditionals C(A) will be characterised in that section.
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Proposition 3.8. In every algebra C(A) the following properties hold for everya,c€ Aandb e A’:
i) (alb)= (b |b)iffa=b;

(ii) ifa <c, then (a|b) < (c|b); in particulara <ciff (a| T) <(c|T);

(iii) ifa <b <d, then (a | b) > (a | d); in particular (a | b) > (a |a Vv b);

(iv) if (a|b) # (c | b), thena Ab #c A b;

(V) @nb|T)=<@|b)y<b—alT)

(vi) ifand=1Land L <a<b,then(a| T)n({d|b) = L¢;

(vii) (b T)N(a|b) <(al|T);

Proof. See Appendix. O

Some properties in the proposition above have a clear logical reading. For instance, (v) tells us that in a Boolean algebra
of conditionals, a basic conditional (a | b) is a weaker construct than the conjunction a A b but stronger than the material
implication b — a, in accordance to previous considerations in the literature, see e.g. [17]. As a consequence, this suggests
that a conditional (a | b) can be evaluated to true when both b and a are so (i.e. when a A b is true), while (a | b) can be
evaluated as false when a is false and b is true (i.e. when falsifying b — a). Furthermore, (vii) can be read as a form of
modus ponens with respect to conditional expressions: from b and (a | b) it follows a. We refer this discussion on logical
issues of conditionals to Section 7 in which we will introduce and study a logic of conditionals and where we will propose
a formal definition of truth for them.

We now end this section presenting a few further properties of Boolean algebras of conditionals regarding the disjunction
in the antecedents.

Proposition 3.9. In every algebra C(A) the following properties hold for alla,a’ € A and b,b’ € A’:

(i) (@|b)rm(a|b’) < (a|bvb');in particular, (a|b) i (a|—=b) <(a| T);
(ii) ifa<b Ab,then (@|b)n(a|b)=(a|bVDb');

(iii) (@a|b) <(b—a|bVvb);

@iv) (a|byn@ |b)y<((b—=a)A b —d)|bvVvDb).

Proof. See Appendix. O

Observe that the logical reading of property (i) above is the well-known OR-rule, typical of nonmonotonic reasoning
(see [2,17]). This fact, although not being particularly surprising, will be further strengthened in Section 7 where we will
show that, indeed, Boolean algebras of conditionals provide a sort of algebraic semantics for a nonmonotonic logic related
to System P. Further, (iv) shows that the algebraic conjunction of two basic conditionals is stronger than the operation
of quasi-conjunction introduced in the setting of measure-free conditionals (see [2] and [17, Lemma 2]) and recalled in
Subsection 8.1. Also notice that, the point (iv) above, in the special case in which ' =b, b’ =c and a < b < ¢ actually gives
@|b)yrnb|c)y=(a|c)=((b—a)A(c— b)|bvVc). Therefore, the requirement R4 is in agreement with the definition of
quasi-conjunction.

4. The atoms of a Boolean algebra of conditionals

As we already noticed, if A is finite, C(A) is finite as well and hence atomic. This section is devoted to investigate the
atomic structure of finite Boolean algebras of conditionals. In particular, in Subsection 4.1 we provide a characterization of
the atoms of C(A) in terms of the atoms of A. That characterization will be employed in Subsections 4.2 and 4.3 to give,
respectively, a full description of the atoms which stand below a basic conditional (a | b) and to prove results concerning
equalities and inequalities among conditionals which improve those of Section 3.

In this section and in rest of the paper, we will only deal with finite Boolean algebras.

4.1. The atomic structure of C(A)

Let us recall the notation introduced in Section 2: for every Boolean algebra A, we denote by at(A) the set of its atoms,
that will be denoted by lower-case greek letters, o, 8, y etc.

Proposition 4.1. In a conditional algebra C(A), the following hold:

(i) each element t of C(A) is of the form t = |_|l~(|_|j(a,~]. [ bi;));
(i) each basic conditional is of the form (a | b) = | |y <4 (@ | b);
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(iii) in particular, every element of C(A) is a n-L combination of basic conditionals in the form (« | \/ X) where @ € ot(A) and
X Calb(A).

Proof. (i). It readily follows by recalling that (1) every element t of C(A) is, by construction, a Boolean combination of basic
conditionals, (2) it can be expressed in conjunctive normal form, and (3) the negation of a basic conditional (a | b) is the
basic conditional (—a | b).

(ii). The claim directly follows from Proposition 3.6 (iii) taking into account that a = \/aiaa (recall Proposition 2.2 (ii)).
(iii). It is a direct consequence of (i) and (ii). O
Now, let A be a Boolean algebra with n atoms, i.e. |ot(A)| =n. For each i <n — 1, let us define Seq;(A) to be the set

of sequences (a1, aa, ..., a;) of i pairwise different elements of at(A). Thus, for every o = (a1, aa, ..., ;) € Seq;(A), let us
consider the compound conditional of C(A) defined in the following way:

wg=(1 | TN |—a)n...n@;| o A... A=®i_1). (1)

Intuitively, such a conjunction of conditonals encodes a sort of chained ‘defeasible’ conditional statements about a set of
mutually disjoint events: in principle o1 holds, but if o7 turns out to be false then in principle a; holds, but if besides «;
turns out to be false as well, then in principle o3 holds, and so on ...

These conjunctions of basic conditionals will play an important role in describing the atomic structure of C(A) and
enjoy suitable properties. To begin with, let us consider sets of those compound conditionals of a given length: for each
1<i<n-—1,let

Part;(C(A)) = {wg | & € Seqi(A)}.

Example 4.2. Let A be the Boolean algebra with 4 atoms, at(A) = {«1, ..., a4}. For i =1, the set Part;(C(A)) is easily built
by considering all sequences of length 1 of atoms of A, Seq; (C(A)) = {{1), (®2), (®3), (®4)}, and hence:

Part1 (C(A)) = {a)(m), ey a)<a4>} = {(0[1 | T), ey (054 | T)}

For i =2, we have to consider sequences of atoms of length 2, i.e.

Seq2(C(A)) = {{a1, a2), (o1, a3, ), {01, ag), (02, a3), ...},

and then the corresponding set Part;(C(A)) is composed by 12 Boolean terms like
Way,07) = (@1 | T) (02 | —01); @ay,a5) = (01 | T) (a3 | —a1);
Wiaq,aq) = (@1 | T) (g | =01); ey, 05) = (02 | T) M (a3 | —0t2);

Finally, for i = 3, consider the set sequences of atoms of length 3,

Seq3(C(A)) = {{a1, o2, a3), (001, a2, 1), (02, 001, @3), ...}
Therefore, the set Part3(C(A)) contains 24 Boolean terms:
Wiay,ap,a3) = (@1 | T) M (o2 | —aq) M (a3 | ~on A —02);
Wiaq,00,04) = (@1 | T) M (@2 | —0t1) O (0tg | a1 A —0t2);

Wiay,aq,03) = (@2 | T) M (a1 | —oz) N (a3 | —ap A=),
O

The following result shows that, for each i, Part;(C(A)) is a partition of C(A)(recall Section 2), and the higher the index
i, the more refined the partition is.

Proposition 4.3. Part;(C(A)) is a partition of C(A).
Proof. See Appendix. O

As we already saw in Example 4.2, if at(A) = {«1, ..., o}, then Part;(C(A)) = {(¢1 | T),...,(c¢ty | T)} and it gives the
coarsest partition among those that we denoted by Part;(C(A)).
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Fig. 1. The Boolean algebra with 3 atoms and 8 elements.

In the following, if |ot(A)| = n, for simplicity, we will write Seq(A) and Part(C(A)) instead of Segq,—_1(A) and
Part,_1(C(A)) respectively. Note that in this case, for every & = (o1, 2, ...,05—1) € Seq(A), the compound conditional
wg defined as in (1), can be equivalently written as

wg=(1 | T)N(@ |V ---Vap)N(@3 |az3V...Vog)MN...M (-1 | 0h—1 V o).

Next theorem shows that these conditionals are in fact the atoms of C(A).

Theorem 4.4. Let A be a Boolean algebra such that |at(A)| = n. Then,

at(C(A)) = {wg | @ € Seq(A)} = Part(C(A)).
As a consequence, |at(C(A))| =n! and |C(A)| = 2".

Proof. To show that Part(C(A)) coincides with at(C(A)), by Proposition 2.2, we have to prove the following two conditions:
(a) Part(C(A)) is a partition of C(A).
(b) Any wg € Part(C(A)) is such that 1 ¢ < wg and thereis not € C(A) such that L ¢ <t < wg.

It is clear that (a) is just the case i =n — 1 in Proposition 4.3. As for (b), note first that each wg € Part(C(A)) is different
from L¢. Indeed, it follows from (a) and a symmetry argument on the elements of Part(C(A)). Thus, it is enough to show
that, if t is any element of C(A) which is not L, then either t M wg = wg, or t Mwg = L¢. We show this claim by cases on
the form of t:

(i) Assume t is basic conditional of the form t = (y | b) with y € at(A). Let & = (&1, @2, ..., an—1). Since y € at(A), then
y = «; for some 1 <i <n. Then we have two cases: either b =¢; Vv --- V o, and in that case wg N (y | b) = wg,
or otherwise b is of the form b =« Vv o, V ¢, for some k < i and some c € A. If the latter is the case, we have
yIbng|logV...vap)=(ai|laivVagve)nog|logV...Von) <(ai | o Vog) Mo | oag Ve =_Lleg, and hence
(y |b)nwg=_Le as well.

(ii) Assume ¢ is a basic conditional t = (a | b). By (ii) of Proposition 4.1, we can express (a | b) = |lyeqt(aya<a(® | b). Hence,
wgn(a|b)=_l, wgn(y |b), but by (i), for each y, wg M (y | b) is either wg or L¢. So this is also the case for wg Mt.

(iii) Finally, assume t is an arbitrary element of C(A). By Proposition 4.1 above, t is a M-U combination of basic conditionals,
i.e. it can be displayed as t = |_|,-(|_|j(a,-j | bij)). Then we have

WMt =wg M <|_| (U(aij | bij)>) =[] (L]wal'l (ai; Ibi,-)> -
i J i J
By (ii), each wg M (aj; | bi;) is either equal to L¢ or to wg, and hence so is wg Mt.
Therefore, we have proved that Part(C(A)) =alt(C(A)). O

Example 4.5. Let A be the Boolean algebra of 3 atoms a1, @2, &3, and 8 elements, see Fig. 1. Theorem 4.4 tells us that the
atoms of the conditional algebra C(A) are as follows:

ab(CA) ={(a;i | T) N (j | —oy) 1 i, j=1,2,3 and i # j}.

Therefore, C(A) has six atoms and 2 = 64 elements (see Fig. 2). In particular, the atoms are:
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Fig. 2. The algebra of conditionals C(A) of Example 4.5, where at(A) = {1, @2, @3} and at(C(A)) = {w1, w2, w3, w4, ws, ws}. The element t = (o1 | —a3)
(squared node) is obtained as w; U wy U ws. The atoms of C(A) are marked by grey dots, while the elements a of the original algebra A, regarded as
conditionals (a | T), correspond to the bigger black dots.

w1 = (1| T)MN(az | —ay), w2=(a1|T)N(a3]|—ay),
w3 = (02 | )M (g | —0rz), wa= (2| T)M(a3]|—x2),
ws = (a3 | T)N(ar | ~a3), ws= (3| T)N(az|—w3).

Notice that w1 Uwy = (a1 | T). Indeed, ((q | T) M (o2 | —ma)) U (@1 | T) M (@3 | —~a1)) = (o1 | T) M (2 Va3 | —ar) = (o |
T)M(—oq | ~a1) = (1 | T) M Te = (g | T). Analogously, we can also derive w3 LUws = (a2 | T) and ws Uwg = (a3 | T).

Now, let us consider the conditional t = (o1 | ~a3). Obviously, t = |_|{w; : w; <t} and thanks to Proposition 3.8, we can
check that

t=wiUwyUws.

As a matter of fact, since w1 Uwy = (a1 | T), we have

wrUwyUws=(cr [ T)U (3| T)Mn(ar | —az)) = (o | T)u(az | T) (e | T)u(er | ~a3)).

Now, (o7 | T)U (3 | T) = (1 Vs | T) = (—a3 — o1 | T), while Proposition 3.8 (iii) implies that (o1 | T) U (o1 | —a3) =
(a1 | —or3) because oy < —ar3 < T. Finally, by Proposition 3.8 (v) (a1 | ~a3) < (—a3 — o1 | T) and hence wi U wy U ws =
(@1 | —a3) =t. O

Thanks to Theorem 4.4 and without danger of confusion, for every sequence « € Seq(A), we will henceforth denote by
wg the atom of C(A) which is uniquely associated to the sequence «.

A simple argument about the cardinality of Boolean algebras shows that not every finite Boolean algebra is isomorphic to
a finite Boolean algebra of conditionals. In fact, from Theorem 4.4, there is no Boolean algebras of conditionals of cardinality
different from 2™ for every n whence, for instance, there is no Boolean algebra of conditionals with 28 elements. Therefore,
the class of all finite Boolean algebras of conditionals forms a proper subset of the class of all finite Boolean algebras. The
following corollary shows that the cardinality of a finite Boolean algebra is enough to describe it as an isomorphic copy of
some C(A).

Corollary 4.6. Let B be a Boolean algebra of cardinality 2™. Then there exists a Boolean algebra A of cardinality 2" such that B =
C(A).

Proof. Let B1,..., By be the atoms of B and let P ={Pq,..., Py} be a partition of at(B) in subsets of (n — 1)! elements. For

every Pi={Bi,, ..., Bi_1y}, let ai = \/5.":_11)! Bi;. Since P is a partition, if a; #aj, then a; Aa; = 1g and \/L; ai = Tg. Thus,
the subalgebra Ap of B generated by ay, ..., ay is such that at(Ap) = {ay, ..., ay}. Notice, that, if P and P’ are two different

partitions of at(B) in subsets of cardinality (n — 1)!, then Ap = Ap:. Thus, C(Ap) =B since |ot(C(Ap))| = |at(B)|. O
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4.2. Characterising the atoms below a basic conditional

Now, we will be concerned with the description of the set of atoms of C(A) below (according to the lattice ordering in
C(A)) a given basic conditional (a | b). In general, for every Boolean algebra B and for every b € B, we will henceforth write
at<(b) to denote the subset of at(B) below b. Thus, in particular, for every (a | b) € C(A),

ot<(a|b) = {wg €at(C(A)) | wg =< (a|b)}.

Proposition 4.7. Let A be a Boolean algebra, let @ = (o1, o2, ..., an—1) € Seq(A) and let (a | b) € C(A) be such that a < b. Then, the
following conditions are equivalent:

(i) wg € al<(a|b);
(i) thereis anindexi <n—1suchthatoj < —b forall j <iand a; <a;
(iii) o < a for the smallest index i <n — 1 such that a; <b.

Proof. Let us start by showing that (ii) implies (i). Since wg < (a|b) = \/ﬂﬁa(ﬁ | b) iff wg < (B |b) for some B <a, it is
sufficient to prove the claim for the case in which a = 8. In such a case, if «j = 8 and = A ... A —aj_1 > b then, since
a<b and o; =B =a, one has b > «; whence —a; A ... A —®;_1 >b > «;. Therefore, by Proposition 3.8 (iii),

(@j|—ay A...A—a_1) < (aj | b) = (B | D),

and hence wg = (1 | T)M...M(¢j | "1 A ... A—@j_q) M-+ < (B |b) as well.
To prove the other direction, (i) implies (ii), we consider two cases:

(a) There is i <n — 1 such that o; = 8. If i =1, since T > b, then the claim is fulfilled. Thus, assume i > 1 and wg M (B8 |
b) = wg, and let us prove —oq A ... A —aj_q1 > b. Indeed, we have the following subcases:

e If 1 < b, we would have (a1 | T)N(B | b) < (a1 |b)N(¢;j | b) = L¢, and hence wgm (B | b) = L¢, contradiction. Therefore
oy < —b.

e If oy <b, since oy < —b, we would have (a2 | ~1) M (B |b) < (a2 |b) (B |b) = _Le, and hence wg M (B |b) = L¢,
contradiction. Therefore, oy < —b.

o If @j_1 <b, since a1 <—b, ap <-b, ..., aj_» < —b, we would have (oj_1 | 1 A...Aj_2) (B |b) <(az | D) (B ]
b) = L¢, and hence wg M (B | b) = L, contradiction. Therefore, o¢j_1 < —b.

As a consequence, &1 V...V «j_1 < —b or, equivalently, —ot1 A ... A —atj_1 > b.

(b) B = o, where «;, is the remaining atom not appearing in @. In this case, one can show that wg M (8 | b) = L¢, and hence
wg % (B | b). Indeed, if B =0y, <b, it means that b > o; Vv o, with i <n — 1. Then, the expression (@; | o1 A ... —Qj_1) =
(aj |y V...V oty) appears as a conjunct in the atom wg. Thus, wg M (B |b) < (aj | V...Van)N(B|b) < (i | aiVay)n(B |
o Vap) =_leg.

Finally, notice that (iii) is just an equivalent rewriting of (ii) observing that if o; <a then o; <b as well, since we are
assuming a <b. O

As a consequence of the above characterisation, one can compute the number of atoms below a given conditional.

Corollary 4.8. Let A be a Boolean algebra with |at(A)| = n. For every basic conditional (a | b) € C(A) with a <b, |ot<(a | b)| =
lat< (@)

!.
et ()

Proof. See Appendix. O

4.3. Equalities and inequalities among conditionals
The results proved in the previous subsections allow us to determine when two basic conditionals are equal. Further, in

this subsection, we will investigate properties regarding the order among conditionals which improve those of Section 3.
Let us start with two preliminary lemmas.

Lemma4.9. Leta,b,c € A besuchthat | <a<banda <c.Then(a|b)> (a|c)iffb<c.
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Proof. One direction is easy. If b < c then b v ¢ =c, and by Proposition 3.9 (ii), we have (a|b)n(a|c)=(a|bVvc)=(a]c),
that is, (a|b) > (a|c).

As for the other, let o be an atom of A such that o <a. If b £ c, there is an atom g such that 8 <b but 8 £ ¢ (and thus
B £ a). Then let wg € at(C(A)) be of the form wg=@IDHnN@|=pHn... Then it follows that wg=(a]o), since B £ ¢ and

both o < ¢ and o <a, but a)ﬂrf_(mb), since B <b but B £a. Hence (a|b) # (a|c). O

As a direct consequence of this lemma, we have the following property that strengthens Proposition 3.6 (i).
Corollary 4.10. Leta, b,c € A be such that . <a<banda <c.Then (a|b)=(a|c)iffb=c.
Lemma4.11. Leta,b,c,d € Abesuchthat . <a<band L. <c<d.Then (a|b)=(c|d)iffa=candb=d.

Proof. One direction is trivial. As for the other, assume a # c, and hence there is an atom & of A such that « <a but o £ c.
Further, since ¢ < d there exists an atom y of A such that y <d but y £ c. Consider any atom wg of C(A) of the form
wg= (x| T)N(y |—a)n.... Then, using Proposition 4.7, one can check that wg < (a|b) since @ <a, but wg ﬁ (c | d) since
o % c and both y <d and y £ c. Therefore, there are atoms below (a | b) that are not below (c | d), hence (a | b) # (c | d),
contradiction. Hence, it must be a =c.

Finally, we apply Corollary 4.10 to get b=d as well. O

As a consequence of the above two lemmas, we can provide necessary and sufficient conditions for the equality between
two basic conditionals.

Theorem 4.12. For any pair of conditionals (a | b), (c | d) € C(A), we have (a | b) = (c | d) iff either (a|b) = (c|d)=T,or (a|b) =
(cldy=1,oranb=cAdandb=d.

Thanks to the characterisation Theorem 4.12, one can easily compute the number of (distinct) basic conditionals in a
given algebra of conditionals C(A). Indeed, to compute the number of basic conditionals different from T and L amounts
to counting all pairs (M, N) with # #M C N C ab(A).

Corollary 4.13. Let A be a Boolean algebra with n atoms, i.e. with |at(A)| = n. Then the number of basic conditionals in C(A) is
be(m) =2+ 377, (7) - 2~ 2).

Proof. The counting of pairs (M, N) with # M C N C at(A) results from the following observations:

(1) For each N with r elements, there are 2" — 2 non-empty subsets M of N with less than r elements (note that necessarily
IN| > 2 since @ #M C N);
(2) Hence, there are (}) - (2" — 2) such pairs (M, N) such that [N|=r;

n
(3) Thus, the total number of such pairs will be Z C_l) -2"=2).
r=2

Finally, to get the total number of basic conditionals we only need to add 2 (for the 1 and T conditionals) to the above
quantity. O

For example, in the algebra C(A) of Fig. 2, built from the algebra A with 3 atoms (n = 3), we have bc(3) = 14 basic
conditionals, out of 64 elements in total. Hence it contains 50 proper compound conditionals.

Thanks to the results about the atomic structure of the algebras of conditionas C(A), we can now also provide similar,
but partial, characterisation results of when an inequality between two basic conditionals holds, stronger than those shown
e.g. in Proposition 3.8.

Lemma 4.14. Leta, b,c,d € A be such that L. <a <b, L <c <d. Then:

(i) ifa<candb >d then (a|b) < (c|d);
(i) if (a|b) < (c|d) thena <c;
(iii) ifc<band (a|b) < (c|d) thenb > d.

Proof. (i) Assume a <c and b >d. In such a case we have | <cAb <b. Indeed, if it were c Ab =b, it would mean b <c,
and then we would have a < b <c <d, hence b <d that is in contradiction with the hypothesis b > d. Therefore we
have the following chain of inequalities:



T. Flaminio et al. / Artificial Intelligence 286 (2020) 103347 13

'y
as | ma1 Asa
\\
N
N

as | maq T

Fig. 3. The tree T = T (3) whose 24 paths describe the atoms of C(A) with |at(A)| = 4. In particular, notice that the left-most path (dashed in the figure)
provides a description for the atom wg = (a1 | T) M (a2 | —~oeq) M (a3 | —0y A =) where @ = (g, o2, o3).

(alb)y<(clby=(cAb|b)<(cAb|d) =< (c|d).

Observe that the first and third inequalities are clear from (iii) of Proposition 3.8, while the second one follows from
Lemma 4.9 due to the fact that cAb <b and c Ad < d.

(ii) Assume a £ c, and hence assume there is an atom « of A such that & <a but o £ c. Further, since ¢ <d there exists
an atom y of A such that y <d but y £ c. Consider any atom wg of C(A) of the form wg= (@ | )N (y |—a)M....
Then, using Proposition 4.7, one can check that wg < (a|b) since o <a, but wg £ (c|d) since « £ ¢ and both y <d
and y £ c. Therefore, (a|b) £ (c|d).

(iii) Assume b #d. In this case, we can further assume a < c, otherwise the previous item can be applied. Let  be an atom
of A such that o <a, and hence o <b and @ <c <d as well.

If b # d, there is an atom 8 such that 8 <d but B £b (and thus g £ a and B £ c as well since a <b and ¢ <b). Then
let wg € at(C(A)) be of the form wg=BITHN@|=pn... Then it follows that wg < (a] b), since B £ b and both

o <aand a <b, but a)gﬁ (c|d), since B <d but B £ c. Therefore, (a|b) £ (c|d). O

Note that the property (i) in the above lemma is stronger than both (ii) and (iii) of Proposition 3.8.

From these properties, we can express the following characterisation result, although with an additional assumption (the
one in (iii) above) that restricts the scope of its application. It remains as an open problem whether this extra condition
could be eventually removed.

Corollary 4.15. For any pair of conditionals (a | b), (c | d) € C(A) such that c Ad < b, we have (a | b) < (c | d) iff either (c|d) =T,
(@a|lby=L,oranb<caAdandb>d.

5. Two tree-like representations of ct(C(A))

In this section we provide two representations of the set at(C(A)) of atoms of a conditional Boolean algebra as trees
that will turn very helpful in the proof of the main result of next Section 6.2. We advise readers who are not interested in
the full detail of the proof to skim through this section to get acquainted with the notation, which will be useful later on.

5.1. A first representation

Let A be a Boolean algebra with n atoms, say at(A) = {a1, ..., oy}, and let us inductively define the following rooted
trees T (m) of increasing depth, for m=0,1,...,n:

(0) T (0) consists of only one node: (T | T).

(1) T (1) is obtained from T (0) by attaching the following n child nodes to (T | T): (o1 | T),..., (o | T).

(k) For k=1,...,n—2, T(k+ 1) is obtained by spanning T (k) in the following way. For each leaf (; | b) of T (k),
let Atup(a;,b) be the set of atoms that appear in the consequents of conditionals along the path from (w; | b) to
the root, including «; itself. Then attach (¢; | b) with the n — k child nodes of the form («; | b A —a;), for each
aj e ab(A)\ Atup(a;, b).

m—1)PutT=Tm-1).7

Fig. 3 clarifies the above construction in the case of an algebra A with four atoms. The following hold:

Fact 1: all the conditionals appearing in T, but the root, are of the form («; | b) for o; € ot(A) and b € A;

3 In the above construction, if we would proceed to the stage n, the leaves of T (n) would be of the form (aj | /\a#a] —ai) = (aj | aj) = (T | T). For
this reason, and in order not to trivialize the construction, we stop the definition at level n — 1.
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Fact 2: at each level of the tree, all conditionals which are children of the same node share the same antecedent. For
instance the leafs of T (k+1) are all of the form («; | b A—«;), for each oj € ab(A) \ Atup(«;, b) (see the construction
above).

Fact 3: there is a bijective correspondence between the atoms of C(A) and the paths from the root to the leaves in T.

5.2. A second representation

Let A be such that at(A) = {«1, ..., oy}. Consider a basic conditional of the form (« | b), with « € at(A). Without loss of
generality, we will henceforth assume o = «1. In what follows, we provide another description of at< (o | b), alternative to
the one given in Proposition 4.7. To this end, let us start introducing the following notation: for every j=1,...,n, let S;
be the subset of atoms of C(A) below (a1 | b) whose first conjunct is (c¢j | T), that is, equivalently,

Sj={wy |V =,..., ¥n—1) € Seq(P), wg < (a1 | b) and y1 = «}. (2)

Obviously at< (a1 | b) = U'}zl S;. Moreover, by construction, the sets S; satisfy the following properties.

Lemma 5.1. For every basic conditional of the form (a1 | b), the family {S;}j—
properties hold:

n is a partition of at< (o1 | b). Further, the following

(i) S1={wy | (V1,-... Vu-1) € Seq(A), y1 =}
(ii) Forevery j>2,ifoaj <b, then S; =0.

Proof. We already noticed that at<(ct; | b) = U'}ﬂ S; and moreover, it is immediate to check that, for j; # j», Sj; NSj, =
#. Thus, it is left to prove (i) and (ii).

(i). It is clear that any atom with first coordinate o is below (a1 | b) since (1 | T)M (B2 | —~a1) M... < (1| T) < (a1 | b).

(ii). It follows from Proposition 4.7. O
For every pair of sequences of symbols o1, o3, we will write 07 <« 0, to denote that oy is an initial segment of o5.

Definition 5.2. Let A be a Boolean algebra with n atoms and let 1 <i <n — 1. Then, for any sequence o = («1,...,;) €
Seqi(A), we define:

[aq, ..., 0] = {wy € at(CA)) | (o1, ..., a;) KV}

In other words, [o1, ..., o;] denotes the subset of atoms of C(A) of the form wy, With ¥ = (y1,..., ¥a—1) Where y1 =
A1, ..., Vi =,
Proposition 5.3. Let A be a Boolean algebra with atoms a1, ..., oy, and let b € A be such that —=b = B Vv ...V By with B, = ay. For

everyt=2,...,k—1, let T1; denote the set of all permutations 7 : {1, ...,t} — {1, ..., t}. Then,

k-1 k—1
Sn = [an, 1] U U[[Oln, Bi, 1] U U U lon, Br1ys - - By, @1]-
i=1

t=2 mwell;
Proof. Immediate consequence of the definition of [on, ot1]), [otn, Bi, 1] and [on, Bra), - -+ Bry, @1]. O
Obviously, renaming the indexes of the atoms of A, the above proposition provides a description for all S;’s. However,
we preferred to show the case of S, since that will be the case we shall need in Subsection 6.2.

Let us start defining a tree whose nodes are sets of atoms in S, as in Proposition 5.3 above. Further, keeping the same
notation as in the statement of Proposition 5.3 above, we denote by B, ..., Bk the elements of at<(—b) and By = oy

Definition 5.4. With the above premises, we define the tree B in the following inductive way.

0. The root of B is Jo, a1].
1. The child nodes of oy, «1] are [on, B1, 1], - -, [on, Br—1, @1]-

t. The child nodes of [otn, Br(1y,-- -, Bry. 1] are [an, Bray,---» Bry, By-cll, -, [0ns Br)s - - - Broy, Biy» @1], where
By Bib =181, -, B3\ {Br1)> - - -» Br v }-
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[os, a3, s, 1] [os, ca, as,a1]

[os, a3, a1] [as, o, 1]

[as, a1]

Fig. 4. The tree B for S5 when A has 5 atoms and b = 1 V 3.

Given any node oy, Br()s---» B, 1] of B, we will henceforth denote by B [an, Bz, .-, Br), @1] the subtree of B
generated by [an, Br (1), ---» Bro)» @1]-

We clarify the above construction with the following example.
Example 5.5. In order not to trivialize the example, let us consider the algebra C(A) with at(A) = {¢1,...,a5}. Let b =

ai vV ap, whence —=b = a3 vV ag vV as, and Ss = {wy € obt(C(x)) | y1 = a5, wy < (a1 | b)}. Then, according to the above
definition, we first need to consider the following subsets of Ss:

los, aq] = {wy | (5,1) KV} =
{QW|7€ {(5,1,2,3),(5,1,2,4),(5,1,3,2),(5,1,4,2),(5,1,3,4), (5,1, 4, 3)}};
[as, a3, 1] ={wy | (5,3, 1) KV} ={oy |V €{(5,3,1,2),(5,3,1,4)}}
las, og, 1] = {wy | (5,4, 1) KV} ={wy |V €{(5,4,1,2),(5,4,1,3)}};
1
1

los, a3, a4, 1] = {wy | ¥ = (5,3, 4,
los, g, 3, 0q] = {wy | Y 3

It is now clear that S5 = Jos, 1] U Jots, 03, 1] U [[o0s, a4, 1] U [aos, a3, 0ta, 1] U Jos, @04, @3, 1] The resulting tree B is
hence depicted as in Fig. 4. O

6. Probabilities on Boolean algebras of conditionals

With the desired Boolean algebraic structure for conditionals in place, we are now in a position to tackle the main
issue of this paper which is the relation between conditional probability functions on a Boolean algebra A and simple (i.e.
“unconditional”) probabilities on the conditional algebra C(A). In the following subsections we shall address two questions
that go in the direction of clarifying when, and under which conditions, a probability function on a conditional algebra can
be regarded as a conditional probability. In particular, in Subsection 6.1 we will determine under which conditions a simple
measure on C(A) satisfies the axioms of a conditional probability function on A, while in Subsection 6.2 we will prove our
main result, namely, a canonical way to define a simple measure on C(A) which agrees on each basic conditional with a
given conditional probability on A.

6.1. Preliminary observations about probabilities on C(A)

We assume the reader to be familiar with the usual and well-known notion of (simple or unconditional) finitely-additive
probability. Let us recall the notion of a conditional probability map which we take, with inessential variations, from [30,
Definition 3.2.3]. See also [44] and [12] where conditional probability was firstly considered as a primitive notion.

Definition 6.1. For a Boolean algebra A, a two-place function CP : A x A’ — [0, 1], is a conditional probability if it satisfies
the following conditions, where we write, as usual, (x | y) instead of (x, y):

CP1) forallbe A’, CP(b|b) =1,

CP2) if aj,ay € A, a1 Aaz=0and be A’, CP(a; Vay |b) =CP(ay | b) + CP(ay | b);
CP3) ifacAand be A, CP(a|b)=CP(anb|b);

CP4) ifac A and b,c € A’ witha<b <c, then CP(a|c)=CP(a|b)-CP(b|c).

—~ o~ o~ —~

In what follows, for the sake of a simpler notation, if @ : C(A) — [0, 1] is a (unconditional) probability we will write
m(a|b) instead of w((a|b)).
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Remark 6.2. Take any probability © on C(A) and fix an element b € A’. Then, A |b is a Boolean subalgebra of C(A) from
Corollary 3.7, and the restriction /4, of w to A|b is a probability measure. Notice that w} also satisfies axiom (CP3). O

Therefore, a simple probability on C(A), once restricted to basic conditionals, always satisfies properties (CP1), (CP2) and
(CP3) above. However, axiom (CP4), also known as chain rule, does not always hold as we show in the next example.

Example 6.3. In the conditional algebra C(A) of Example 4.5, consider the elements (o7 | T), (o1 | o1 VvV orp) and (o1 V o3 |
T). Clearly, in the Boolean algebra A, we have o1 <o Vay < T and hence (a1 | T) = (o1 |1 Vo) (w1 Vay | T) by
Proposition 3.3 (v). As usual, for every element t € C(A), let us write at<(t) to denote the set of atoms of C(A) below t.
Then, in particular,

1 at<(a1 | T) ={w1, w3},
2. at<(i1 Vo | T)=at<(oq | T) Uat<(az | T) = {w1, w2, w3, w4},
3. ab<(a1 |1 vV az) ={w1, w2, ws}.

Notice that at<(a1 | T) Nab<(a1 Voa | T) =ab<(a1 | T) # 0 and in particular

at<(ar vaz | T)\ab<(or | T) =ab<(az | T) # 0.
Let p : at(C(A)) — [0, 1] be the probability distribution defined by the following stipulation:

o if x € {01, w2},
p(x) = = 1/4  ifx € {ws, ws, ws, We}.

Thus, let up : C(A) — [0, 1] be the probability measure on C(A) induced by p: for all t € C(A), up(t) = Zweo[t<<[) p(w). In
particular we have: up(a1 | T) = p(w1) + p(w2) =0, while pp(1 Voo | T) = p(w1) + p(w2) + p(ws) + p(ws) = 1/2 and
wp(ar g Vo) = p(wr) + p(w2) + p(ws) = 1/4. Hence

O=pp(ar | T) #puplar a1 Vag) - uplag Vo | T)=1/8

and thus pp does not satisfy (CP4) and is not a conditional probability.

One might wonder if the failure of (CP4) is a consequence of the fact that the distribution p assigns O to some atoms,
and hence the measure w, is not positive. This is not the case. Indeed, consider the following distribution parametrized by
€:

wol€ if x € {w1, w2},
P =N 1/4—€/2 ifxe (w3, w4 w5, we).

The equation pp, (a1 | T) = pp, (@1 | 1 V a2) - p, (1 V oz | T) has solution only for € =1/2 and € =1/6. In particular, for
every 1/6 <€ < 1/2, the probability wp, is positive but does not satisfy (CP4). O

The above example can be easily generalised to algebras C(A) with A having more than 3 atoms. In other words, discard-
ing trivial cases, only a proper subclass of probabilities on a conditional algebra C(A) gives rise to conditional probabilities
on A, and obviously, these are those satisfying the condition

u(@|bym|c)=wu@a|b)-ub|c), foralla,b,ce A’st.a<b<c,

which is equivalent to the chain rule in condition (CP4) above as in C(A), (a|c) = (a|b)n (b|c) under the hypothesis
that a < b < c. Note that it amounts in turn to require that, in C(A), any pair of conditional events (a | b) and (b | ¢), with
a <b <c, to be stochastically independent with respect to . This motivates our terminology in the following definition.

Definition 6.4 (Separable probabilities). A probability wu : C(A) — [0, 1] is said to be separable if p satisfies the chain rule
(CP4).

The following are two significant examples of separable probabilities on C(A).

Example 6.5.

(i) First notice that a map P from a finite Boolean algebra A to the Boolean algebra of classical truth-values 2 = {0, 1}
is a probability iff it is a homomorphism and hence a truth-valuation. Now, every probability P of C(A) into 2 is

separable according to the previous definition. Indeed, P : C(A) — {0, 1} satisfies (CP4) since, due to condition (C5) in
Proposition 3.3, if a <b <c then
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P(a|c)=P((a|b)yrm(b|c))=min(P(a|b),P(b|c))=P(a|b)-P(]|c).

Therefore, every {0, 1}-valued probability on C(A) is a conditional probability on A.

(ii) For every finite Boolean algebra A, the probability measure w, : C(A) — [0, 1] induced by the uniform distribution
on the atoms of C(A), i.e. the one defined by wu,(w) =1/|at(C(A))| for every w € at(C(A)), is separable. Indeed, by
Corollary 4.8, one has wy(a | b) = |at<(a)|/|ot<(b)| if a <b.

We finish this section with an observation about convexity. It is well-known that every probability on a finite Boolean
algebra B is a convex combination of homomorphisms of B into 2 = {0, 1}. So in particular this is the case for C(A). As
shown in the example above, all these homomorphisms are separable. Therefore, since not every probability on C(A) with
|at(A)| > 3 is separable the following corollary immediately follows.

Corollary 6.6. Let A be a Boolean algebra such that |at(A)| > 3. Then, the set of separable probabilities on C(A) is not convex.

6.2. Conditional probabilities on A as simple probabilities on C(A)
In this subsection we finally address the fundamental question that has motivated our investigation, namely:

“Given a (positive) probability on an algebra of events A, P : A — [0, 1], determine whether it can always be extended
to a probability on the algebra of conditionals events C(A), up : C(A) — [0, 1], agreeing on all basic conditionals, that
is,

Panb)

P(b) 3)

mp(alb) =
for any basic conditional (a | b) € C(A).”

This is, in a slightly different setting, what Goodman and Nguyen call in [26] the strong conditional event problem. They
solve it positively by defining conditional events as countable unions of special cylinders in the infinite algebra A* whose
set of atoms is

abt(A®) = {(x1,a2,...) :aj €at(A),i=1,2,...} = (@U:(A))N
i.e. infinite sequences of atoms of A, and by defining a probability P on A as the product probability measure with
identical marginals P on each factor space.
In this section we show we can also solve the problem in a finitary setting by defining a suitable probability wp : C(A) —

[0, 1] on the finite Boolean algebra C(A).
To this end, given a positive probability on A, we start defining the following map on ot(C(A)).

Definition 6.7. Let P : A — [0, 1] be a positive probability. Then we define the map wp : at(C(A)) — [0, 1] by the following
stipulation: for every o = («q, ..., ay—1) € Seq(A),

up(wg) =P(ar) - P(az | —ay) - ... - P(@p—1 | —~0t1 AL A —0—2)

or, equivalently,
mp(wg) =P(ag) - Plog [aa V... Vop_1 Vag)-...- P(om—1 | op—1 V ).
Now, we show that the map pp is indeed a probability distribution.
Lemma 6.8. The map (1 p is a probability distribution on at(C(A)), that is,

Y. Hp@o)=1.

aeSeq(A)
Proof. See Appendix. O

Having a distribution @ p on the atoms of C(A), we can define the corresponding probability measure (that we shall keep
denoting by pp) on C(A) in the obvious way.
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Definition 6.9. Given a positive probability P on A, the probability measure on C(A) induced by the distribution pp on
abt(C(A)), i.e. for t € C(A),

wp(t) = > pp (@) (4)
weat(C(A)),w<t
will be called the canonical extension of P to C(A).
The next three lemmas provide a necessary technical preparation for the main result of this section, namely The-

orem 6.13. For them, we invite the reader to recall the main definitions and constructions of Subsection 4.2 and, in
particular, Definitions 5.2 and 5.4. With an abuse of notation, for every subset X of at(C(A)) we write wp(X) for

/'LP(\/a)eX w) = Zwex wp ().

Lemma 6.10. Let ¢t;,, ..., oj, € ab(A). Then

. oo Py P(i)
(M) (i, -, i) = Pleiy) - P(=a;) " Ploay Aman At...A—mm)'
.. P(ai;)
(i) ey, -0 ]) = pp ety oo @iy g i i) - P(maiy A—aiy /<...A—|otirf1)'

Proof. See Appendix. 0O

In the next two lemmas, we will present results which allow us to compute the measure wp of a basic conditional
(¢ | b), for o € ab(A). In particular, adopting the same conventions used in Subsection 5.2 we will henceforth fix, without
loss of generality, @ = «q. Also, we invite the reader to remind the definition of [&1,..., ;] as the set of atoms of C(A)
whose initial segment is (c1,..., ;) (Definition 5.2) and the definition of the tree B (Definition 5.4) together with the
definition of subtree of B generated by a [, ..., ®;].

Lemma 6.11. Let (c¢q | b) be a basic conditional such that —b = 81 Vv ...V B and By = o Then the following holds: for all t €
... k—1)},

P(Br)
mwpBlan, B1, ..., B, a1]) = pp([an, B1, ..., Br—1,1]) - P(bt) ,
where B[, Bi, - .., Br, a1] is understood as the set of all the atoms belonging to its nodes.

Proof. See Appendix. 0O
For the next one, recall the definition of the sets S; as we did in Subsection 5.2 and, in particular, Lemma 5.1.

Lemma 6.12. Let (c¢q | b) be a basic conditional and let b > «. Then,

(i) up(S1) = P(or1);

(if) forany2 < j<n, up(Sy = Plaw) - Play)

P(b)
Proof. See Appendix. O
We can now prove the following.

Theorem 6.13. For every positive probability measure P on A, the canonical extension (tp on C(A) is such that, for every basic condi-
tional (a | b),

P(a Ab)
He@|b) = —5o=.
Proof. Let P be given as in the hypothesis, and let up be defined on C(A) as in (4). By definition and Lemma 6.8, up is a
positive probability function. Thus, it is left to prove that, for every conditional (a | b), wp(a|b) = P(a Ab)/P(b).
To this end, recall that for each basic conditional we have (a | b) = (\/a'_<a @i | b) = | | <q(ei | b). Thus, since wp is
additive, it is sufficient to prove the claim for those conditionals of the form (« | b) where « € at(A). Without loss of
generality we will assume o = «y.



T. Flaminio et al. / Artificial Intelligence 286 (2020) 103347 19

Notice first that, if aq f_ b, then (a1 | b) = L, whence the claim is trivial. Thus, we shall henceforth assume that oy < b.
Now, from Lemma 5.1, {S;};=1, . n is a partition of at<(ay | b). Thus,

n n
pelar|b) =3 up(Sj)=pp(S1) +)_ur(S;). (5)
j=1 j=2
From Lemma 5.1 (i), up(S;) =0 for all j such that oj <b, therefore,
n
o upSp= > upS).
j=2 jiaj<—b

By Lemma 6.12 (ii) above, we also have:

P(a1)-P(aj) P P
Y upsp= Y HOLP@) _PED s py 2 By,
b

P(b) P(b) P(b)

j:()ljf—'b j:()ljf—'b jZOle—'

Finally, using this and Lemma 6.12 (i), from (5) we get:

pp(@i|b) = Pa)+ 55 (1 P(b)
P(ar) + 5 — P(a)
P(o1|b). O

An immediate consequence of the above theorem is that, for every positive probability P on A and for every o =
(o¢q,...,0q—1) € Seq(A), one has

up(wg) = pp(r| )Mo |—a)M...N (@1 | —@1 A =02 A ... A=0p—2))
= Pa1|T)-Plag| 1) - ... - P(an—1| —0t1 A—Q2 A ... A —=0tp—2) (6)
= pp@1 | T)-pplez | =) ..o hp(@n—1| =001 A=Q2 A .. A —0O0_2).

That is, the basic conditionals which conjunctively define an atom of C(A) are jointly independent with respect to the
probability wp.
Furthermore, the following result provides a characterization for the positive and separable probabilities on C(A).

Corollary 6.14. For every finite Boolean algebra A and for every positive probability v on C(A), the following are equivalent:

(i) p is separable;
(ii) there is a positive probability P,, on A such that for every basic conditional (a | b),

P,(aAb)

ualb)==5 0

— jtp, (@] b).

Proof. (i) = (ii). Let P, be the restriction of u to the Boolean subalgebra A| T of C(A). Thus, as A| T is isomorphic to A
by Corollary 3.7, P, is a positive probability of A (Remark 6.2 plus the trivial observation that the positivity of 1 induces
the positivity of P, ). Furthermore, for every basic conditional (a | b) of C(A), from Theorem 6.13 and the definition of P,
P, (a Ab) _ n@Ab|T)
P(b) ub|T)

In order to conclude the proof notice that, since w is separable, p(a|b) - u(b | T)=u@Ab|b)-ub| T)=u@Ab|T).
Therefore, wp,(a|b) p@nbim u(a|b)

, Up, =——— = .

! ub|T)

(2) = (1). For each basic conditional (a|b) € C(A), u(a|b) = wup(a|b), and since wp is separable, for all a <b <c € A, one
has w(a|c)=pup(a|c)=up@l|b) - pupb|c)=wu(a|b)-u|c) which settles the claim. O

jtp,(@|b)=

Corollary 6.14 implies that, if i is separable, the values on basic conditionals (a | b) only depend on the values on basic
conditionals of the form (« | T), with o an atom of A. Indeed, if w is separable, then
pu@nb|T)

b) =
malh) == o1
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Therefore, any other measure ©’ that coincides with @ on the basic conditionals of the form (« | T), will coincide as well
on each basic conditional.

However, although positive separable measures on C(A) are characterized through Corollary 6.14 above as those mea-
sures which coincide on basic conditionals with a measure up for some P, the measures of the form wp are not the unique
positive and separable probability functions on C(A). Indeed, let ;p be the canonical extension to C(A) of a positive prob-
ability P : A — [0, 1]. Let at(A) = o1, ..., on (with n > 3) and fix two atoms w1, w; € abt<(oq | T). Assume, without loss of
generality, that pup(w1) < up(w;) and take any 0 < & < w so that up(w1) —& >0 and pup(wy) +€ < 1.
Now, for every w € at(C(A)), define

p(w) if w# w1, w # w2,
Ww)=3 ppw)—¢ ifo=w,
up(w) +¢  ifo=aw;.

Clearly, Zwe@[t(C(A)) W(w)=1 and u'(w) > 0 for all w € ab(C(A)). Thus, i’ extends to a positive probability, that we still
denote by w’, on the whole C(A). Further, by definition, (1 | T) = wp (g | T), whence for all «; € at(A), ' (ai| T) =
up(ai| T) and therefore, by the above considerations,

W' (a|b) = pp(a|b) for every basic conditional (a | b) € C(A). (7)

Moreover, the above property and the separability of wp imply the separability of w'. Indeed, for every a <b <ce A/,

w@lbyndlo)=pn'@lc)=pup@lc)=upp@|b)-upb|c)=p'@b)-u'b|c.

However, p is not expressible as the canonical extension wup/ for some positive P’ on A. For otherwise, assuming that
w1 = (1| T)MN(az | —oer) M... 0 (otg—1 | /\?;11 —q;), from (6) and (7), one would have

n—1 n—1
W @)= | T) oo |\ —e) =ppar | T) oo pwp(anot |\ —ei) = p (@)
i=1 i=1
while @/ (w1) = up(w1) — € and € > 0.

Summing up, besides the whole class of (simple) probabilities on a Boolean algebra of conditionals C(A), we can identify
three relevant subclasses:

1. ¥={u:C(A)— [0,1] | u is a positive probability function}
2. T={u:C(A) — [0,1]| u is positive and separable}
3. I={u:C(A) — [0,1] | w = up for some positive probability P on A}

Obviously IT € T" C X. Furthermore, for |at(A)| > 3 all inclusions are proper as witnessed by the above and Example 6.3.
7. Alogical reading of Boolean conditionals

In this section we undertake a natural step towards defining a logic to reason with conditionals whose semantics is in
accordance with the notion of the Boolean algebra of conditionals as described above. This logic, that we call the Logic of
Boolean Conditionals (LBC) is axiomatized in the following subsection, while its semantics is introduced in Subsection 7.2
where we also prove a completeness theorem. In Subsection 7.3, we investigate the relation between LBC and non-monotonic
reasoning.

7.1. Syntax and axiomatics
Let us start by considering the classical propositional logic language L, built from a finite set of propositional variables
D1, D2, ... Pm. Let =cpy denote derivability in Classical Propositional Logic. Based on L, we define the language CL of condi-
tionals by the following stipulations:
- Basic (or atomic) conditional formulas, expressions of the form (¢ | ) where ¢, ¢ €L and such that ¥cp; =, are in
CL.

- Further, if ®, ¥ € CL, then —=®, ® A ¥ € CL.* Other connectives like v, — and < are defined as usual.

Note that we do not allow the nesting of conditionals, as usually done in the vast literature on the modal approaches to
Conditional Logics (see, for a general survey, [3]).

4 We use the same symbols for connectives in L and in CL without danger of confusion.
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Actually, we could also allow purely propositional formulas from L to be part of CL but, as a matter of fact, any proposi-
tion ¢ will be always identifiable with the conditional (¢ | T). Next an axiomatic system for a logic of Boolean conditionals
over the language CL is presented.

Definition 7.1. The Logic of Boolean conditionals (LBC for short) has the following axioms® and rules:

(CPL) For any tautology of CPL, the formula resulting from a uniform replacement of the variables by basic conditionals.
(A1) (¥ |¥)

(A2) =(p | ¥) < (—p | ¥)

(A3) (@ IY)AG1Y) < (pASTY)

(Ad) (@[ V)< (@AY |Y)
(A5) (@)« (@l XA (XY, ifFcpro — x and FepL x >
(R

)
)
1) from Fcpp @ — ¢ derive (¢ | x) — (¥ | x)
(R2) from tcpr x <> ¢ derive (¢ | x) < (¢ | ¥)

(MP) Modus Ponens: from ® and ® — ¥ derive ¥

The notion of proof in LBC, [ pc, is defined as usual from the above axioms and rules.

As we pointed out at the beginning of this section, in the language CL, basic conditional formulas (¢ | ¥) can be
regarded, in logical terms, as new (complex) propositional variables where the compound conditional formulas are built
upon using the classical CPL connectives A and —. Therefore, deductions in LBC employ axioms (A1)-(A5) and rules (R1),
(R2) to reason about the internal structure of basic conditional formulas, and the axioms and rules of CPL (captured by the
axiom schema (CPL) and the Modus Ponens rule) for compound conditional formulas. This means that, if we denote by AX
the set of all instantiations of the axioms (A1)-(A5) once closed by rules (R1) and (R2), deductions in LBC can in fact be
translated to deductions from AX (taken as a theory) only using the rules and axioms of CPL. This is formally expressed
in the first item of following lemma. As a consequence of this translation, among other facts, it follows that the logic LBC
satisfies the deduction theorem, also stated in the same lemma.

Lemma 7.2. For any set of CL-formulas T" U {®, W}, the following properties hold, where AX is as above:

o tipgc @iffTUAX Fcpr .
o Deduction theorem: T' U {W¥} Figc @ iff T Fipc ¥ — &.

The above axiomatic system is clearly inspired by the key properties of Boolean algebras of conditionals we discussed
in Section 3. Indeed, as expected, we can prove that the Lindenbaum algebra of provably equivalent formulas of LBC can
be seen, in fact, as a Boolean algebra of conditionals. In slightly more detail, for any ®, W € CL, let us write ® = WV if
Fipc ® < . Notice that rules (R1) and (R2) ensure that = preserves propositional logical equivalence in the sense that if
FepL @ < ¢ and Fcepp ¢ < ¥/, then (¢ | ¥) = (¢’ | ¥'). Moreover, = is compatible, in the sense of Section 2, with Boolean
operations. Thus, the quotient set CL/—= endowed with the following operations is a Boolean algebra:

==[T|Dl=zand L==[(L] Dl=;
[@]=N[V]= =[P A V]=;
[Pl=u[V]==[DV V]=;
~[®lz =[~P]=.

We claim that CL = (CL/=, M, u, ~, T=, L-) is isomorphic to C(L), the Boolean algebra of conditionals of the Lindenbaum
algebra L of CPL over the language L. Note that, by definition, Fypc @ iff [®]= = T=.

Theorem 7.3. CL= C(L).

The proof is not difficult but the details are a bit tedious and can be found in the Appendix. However, it is convenient
to point out that the isomorphism ¢ between CL and C(L) acts on basic conditionals in the expected way: for each pair of
formulas @, ¥ such that ¥cp; =, the element [(¢ | ¥)]= of CL is mapped by ¢ to ([¢]|[¥]) € C(L). As for operations it
is enough to ask that ¢ commutes with m and ~. Then, if for instance we have two basic conditionals of CL of the form
[(¢ | ¥)]= and [(3 | ¥)]=, by definition of =, «([(¢ | ¥)]=116 | ¥)]=) = (@ A | ¥)]=) = (l@ A1 [8]) and, in turn by the
property of the conditional algebra C(L), ([¢ AS]|[¥]) = (@l [ [¥ D) A U] [¥]D =ul(@ | ¥)]=) Aud@ | ¥)]=).

5 Actually, Axiom (A4) is not independent since it follows from (A1) and (A3), but we leave it for the sake of coherence with the algebraic part. In the
same vein, we could replace the equivalence connective < by the implication connective — in Axioms (A2) and (A3), since the other direction can be
deduced by classical reasoning and using axiom (A4) and the rule (R1) respectively.
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7.2. Semantics and completeness

The intuitive idea in defining a semantics for the logic LBC is that, as in classical logic (recall Proposition 2.2 (iv)) the
evaluations of CL-formulas should be in 1-1 correspondence with the atoms of the algebra C(L), which is, by Theorem 7.3,
isomorphic to the Lindenbaum algebra CL of LBC. As we have seen in Section 4, atoms of C(L) can be described by sequences
of atoms of L.

In the following let @ be the set of (classical) evaluations v : L — {0, 1} for the propositional language L. Recall from
Section 2 that if L is built from m propositional variables, then |Q| =2™. Moreover, we can identify every evaluation v € Q
with its corresponding minterm and hence with an atom of Lindenbaum algebra L. Therefore, it follows from Section 4 that
the atoms of C(L) are of the form

(v TNy |=vyN...M(Vam_1 | =V]{ A... A=Vym_3),

where (v1,...,vam_1) € Seq(L). The idea is then to define CL-interpretations as sequences e = (v1,..., vom) of pair-wise
distinct 2™ L-interpretations of Q and to stipulate that such a CL-interpretation e makes true a conditional (¢ | ) when
the atom in C(L) determined by e

wWe=W1 | T)N(va|—=vyN...M0(Vam_1 | =V A ... A—Vym_3), (8)

is below (¢ | ¥), the latter thought of as an element of C(L) as well. This condition has an easier expression according to
(iii) of Proposition 4.7, that leads to the following natural definition. In the following we will assume |2| = m and we fix
n=2" to simplify the reading.

Definition 7.4. A CL-interpretation is a sequence e = (v, Va,..., V) of n pairwise distinct vq,..., v, € Q. We denote also
by e the corresponding evaluation of CL-formulas, i.e. the mapping e : CL — {0, 1} defined as follows:

- for basic CL-formulas: e(¢p | ) =1 if v; = ¢ for the lowest index i such that v; =1, and e(p | ¥) = 0 otherwise.
- for compound CL-formulas: e is extended using Boolean truth-functions.

The corresponding notion of consequence is as expected: for any set of CL-formulas I' U {®}, T =1 pc @ if for every CL-
interpretation e such that e(W) =1 for all ¥ €T, it also holds e(®) = 1.

By Proposition 2.2, given any homomorphism h : C(L) — {0, 1}, let wy, be its corresponding atom, i.e., A(wp) = h in the
terminology of Proposition 2.2 (iii). We further denote by A(h) the sequence (vq,...,Vvn_1, Vy) such that (vq,...,vp—1)
univocally determines wy via (8) and v, is the only evaluation left in \ {v1,..., vp—1}.

Lemma 7.5. For every homomorphism h : C(L) — {0, 1}, A(h) is a CL-interpretation. Further, for each CL-formula ®, h(®) =1 iff
Ah) (D) =1.

Proof. If h:C(L) — {0,1} is a homomorphism, A(h) is a CL-interpretation by definition. Now we prove, by structural
induction on the complexity of ®, that A(h)(®) =1 iff h(®) = 1. The interesting case is when & is a basic conditional
(¢ | ¥) such that (¢ | ¥) £ T. In that case, h(®) =1 iff wp < (¢ | ¥) iff (by Proposition 4.7) there exists an index i <n —1
such that vi(¢) =vi(¥y) =1 and v;(yy) =0 for all j <i, and thus, iff A(h)(®)=1. O

Now the soundness and completeness of LBC easily follow from the above.
Theorem 7.6 (Soundness and completeness). LBC is sound and complete w.r.t. CL-evaluations, i.e. -1 pc = E=15c.

Proof. Soundness is easy. As for completeness, assume that I" ¥ gc ®. Thus, in particular & is false in C(L), meaning that
there exists a homomorphism h : C(L) — {0, 1} such that h(y) =1 for all y € T, and h(®) = 0. Thus, by Lemma 7.5, A(h) is
a CL-interpretation such that A(h)(y) =1 for every y €T" and A(h)(®) =0, i.e. ' fcpc . O

Remark 7.7. One could also define an alternative semantics for LBC in terms of a class of Kripke models with order relations,
more in the style of conditional logics (see [30]). This Kripke-style semantics can also be shown to be adequate for LBC (and
hence equivalent to the previous more algebraic semantics), although it is not fully exploited as the language of LBC does
not contain nested applications of the conditioning operator nor pure propositional formulas. Indeed, one can define LBC-
Kripke models as structures M = (W, {>w}wew,e), where (i) W is a non-empty set of worlds, (ii) for each world w € W,
>w is a (dual) well-order® such that w >, w’ for every w #w’ € W, and (iii) e: W x V — {0, 1} is a valuation function

6 A dual well-order in W is a total order > such that every subset B C W has a greatest element.
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for propositional variables, that naturally extends to any Boolean combination of variables. For every w €e W and B C W, let
best,, (B) denote the greatest element in B according to >,. Moreover, for any propositional (non-conditional) ¢, we will
use [¢] to denote the set of worlds in M evaluating ¢ to true, ie. [p] ={w e W |e(w, @) =1}.

Truth in a pointed model is defined by induction as follows. For each w € W we define:

o (M, w) =k (¢ | ¢) if either [y] =@ or besty ([¥]) € [¢]. Equivalently, in case [y] # @, then (M, w) Ex (¢ | ¥) if
(M, bestw ([¥])) Ex ¢

e Satisfaction for Boolean combinations of conditionals is defined in the usual way.

It is not difficult to see that LBC is also sound w.r.t. to the class of LBC-Kripke models. As for completeness, assume as
usual that I' ¥;pc ®, with T a finite set, and let us prove that I' ¢ ®. From Lemma 7.2, the condition T ¥;pc ® is
equivalent to ¥ pc @', where &' = Ay ¥ — ®. This means that [®']= # [T]= in the (finite) Lindenbaum algebra CL. By
Theorem 7.3, for practical purposes we can identify CL with the Boolean algebra of conditionals C(L). Therefore, there is an
atom w € C(L) such that f_ [®']=. As we have seen in Section 4, atoms of C(L) can be described by sequences of pair-
wise different atoms w; of L. But each atom w; of L can in turn be identified with (the minterm associated to) a Boolean
evaluation v; of the propositional variables V. Therefore if we let Q be the set of evaluations of the propositional variables
V, we can assume @ = (V1, ..., Va—1), with n =2!Y! and where v, ..., v4_1 € Q. Finally, we consider an LBC-Kripke model
M* = (2, {~}}veq, €*) where:

. >"§1C Q x Q is such that v; >’,j] vipp fori=1,...,n— 17 and for all i#1, >"ji is an arbitrary (dual) well-order on ;
e e*:Q x V — {0, 1} is such that e*(v, p) = v(p) for every pe V.

Then, it is clear that the condition w f [®']= guarantees that (M*, vq) g @'. O

An immediate consequence of Theorem 7.6 and the fact that there are only finitely many CL-evaluations is the decid-
ability of the calculus LBC. Furthermore, a basic conditional (¢ | ¥) is satisfiable in LBC iff there exists a classical valuation
v such that v(¢ A ¢¥) = 1. Indeed, if a CL-interpretation e = (v, V2, ..., Vvy) is such that e(¢ | ) =1, there is i such that
vi(p A ) = 1. Conversely, if v(¢ A ) =1, then any CL-interpretation e = (v, vy, ..., vy), by definition, is a model of the
conditional (¢ | ¥). Thus, the satisfiability of a basic conditional (¢ | /) reduces to the classical satisfiability. However, this
direct reduction does not generally apply to the cases in which the conditional formula is a (non-trivial) Boolean combina-
tion of basic conditionals.

Moreover, since basic conditionals of the form (¢ | T) are equivalent to ¢, it is also easy to see that the classical
satisfiability is a subproblem of the satisfiability of LBC which shows the latter to be NP-hard.

Determining a possible NP-containment for the LBC-satisfiability is out of the scope of the present paper and it will be
addressed in our future work.

7.3. Relation to non-monotonic reasoning models

Conditionals possess an implicit non-monotonic behaviour. Given a conditional (¢ | ¥), it does not follow in general
that we can freely strengthen its antecedent, i.e. in general, (¢ | ¥) ¥pc (¢ | ¥ A x). For instance, ¢, v, x can be such
that ¢ A ¥ = L while ¢ A ¥ A x = L. Actually, and not very surprisingly, the logic 1 pc satisfies the analogues of the
KLM-properties which characterize the well-known system P of preferential entailment [38,42].

Lemma 7.8. |- g satisfies the following properties:

Reflexivity: Frpc (¢ | @)

Left logical equivalence: if =cpL @ <> ¥ then (x | @) Frec (X | ¥)
Right weakening: if l=cpr ¢ — ¥ then (¢ | x) e (W | X)
Cut: (@ | YI A (X 1@ AY) Frpe (X 1Y)

OR: (@ V) A (@ X)FLec (@ ¥V X)

AND: (@ | Y) AN (S| ¥) Fiec (@ AS | Y)

Cautious Monotony: (¢ | ¥) A (X | ¥) Fiec (X 1@ AY)

Proof. Reflexivity, Left Logical Equivalence, Right Weakening and AND correspond to (A1), (R2), (R1), and (A3) of LBC, respec-
tively. The other cases are proved as follows.

Cut: by (A4), (x o AY) A(@ | ¢) is equivalent to (x A AY |@ AY) A(@ Ay | ), and by (A5), it is equivalent to
(x AN¢ A | ), and by (R1) this clearly implies (x | ¥).

7 Where v, =Q\ {v1,..., Vi)
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Cautious Monotony: by (A3), (¢ | ¥) A(x | ¥) is equivalent to (¢ A x | ¥), which by (A4) is in turn equivalent (p A x AV | ¥),
and by (A5) implies (@ A x Ay | @ A ), which by (A3) is equivalent to (x | ¢ A V).
OR: (@ |¥) A (@] x) is equivalent to [(¢ | V) A(@ | X)AW YV )OIVIW@IY)A@] X)A(XT¥ VX)) and this implies

@AY WA YV OIVI@AX T X)A YV X)), that is equivalent to (@ A Y | ¥V x) V(@ A x | ¥V x), which finally
implies (¢ | ¥ Vv x). O

Now, let us fix a set of (atomic) conditional statements K, and let us define the consequence relation associated to K:
ok if KFrpe (¥ | @). Our last claim is easily derived from the previous lemma.

Theorem 7.9. |~ is a preferential consequence relation.

However, the following also well-known rule
Rational Monotonicity: if ¥ I~ @ and ¥ b —x then y A x |~ @

does not hold in general for |~ = |~ as the following example shows, and thus |~ is not a rational consequence relation
in the sense of Lehmann and Magidor [38].

Example 7.10. Fix a propositional language L with 2 propositional variables, say p,q, so that it has four minterms (¢ =
PAQ, 0y =PpA—(q, 03 =—PpA(q, s =—pA—q), that correspond to the 4 atoms of its Lindenbaum algebra L. The Lindenbaum
algebra CL of the language of conditionals CL is isomorphic to the algebra C(L) with 24 atoms and 224 elements.

Consider the following propositions: ¢ = o1 Vag, ¥ =T, x =a1 V a3 and the following set of only one conditional
statement K = {(¢ | )} = {(t1 Va | T)}. Note that (—x | ) = (—(1 Vas) | T) = (a2 Vas | T) and (¢ | x AY) = (1 Vg |
o1V as3)=(oq | @1 Vas). Then we have:

(1) KE(p 1)
(2) K¥rpc (=x | ¥), ie. (a1 Vs | T)Frpc (@2 Vaa | T), but

(3) KFipc (@ | x A, ie. (a1 Vag|T)Frpe (@1 |ag vVas)

(1) and (2) are clear. Hence, let us prove (3). Via Theorem 7.6, it is enough to show that there is an atom from C(L)
below (a1 vV a4 | T) but not below (o7 | 1 V a3) (recall to this end Proposition 4.7). Consider the atom from C(L) wg, with

B = {0, 2, a3), that is, wg = (o4 | T) M (2 | —era) M (a3 | ~g A —r2). Then:

- Clearly wg < (@1 Vog|T).

- However, wg £ (@1 | a1 V @3). Indeed, the least index i for which g <aq Vs isi=3: f3=a3 <a1 Vas, but a3 £ a5.
Then C(L) t~ (@1 Vas | T) — (a1 | @1 vV a3) and hence, by Theorem 7.3 and Lemma 7.2, (o1 Vg | T) Frpe (a1 |1 vas). O

Let us notice that Rational Monotonicity does hold whenever we further require the relation |~ to be defined by a
complete theory K. Indeed, if K is complete, for each ¢ and v, one has ¢ |~ v iff ¢ p«x —. Then, if we replace ¢ p¢x =
by ¢ I~k ¥ in the previous expression of the Rational Monotony property, what we get is:

If ¥ k¢ and ¥ g x then ¥ A x g @,

that is, we are back to the Cautious Monotony property (see [38, §3.4]).
We finally notice that axiom (A2) of LBC implies

Fiec (@ | V)V (—@ | ).

In general, this does not imply that |~ satisfies the so-called Conditional Excluded Middle property [5], namely

either ¢ g @ or ¥ g —o.

However if K is complete, then ¥ |~ —¢ is logically equivalent to v J~k ¢, yielding the property of Conditional Excluded
Middle.

8. Related work on conditional algebras

In this section we discuss related algebraic approaches to conditional events, which we group in (three-valued) Measure-
free conditionals and Conditional Event Algebras. The former lead necessarily to non-Boolean structures whereas the latter
to Boolean structures. Our approach combines elements of both. Boolean Algebras of Conditionals have a similar language
as Measure-free conditionals and share the underlying Boolean structure with Conditional Event Algebras.



T. Flaminio et al. / Artificial Intelligence 286 (2020) 103347 25

8.1. Measure-free conditionals

One of the most relevant approaches to study conditionals independently from conditional probability and outside modal
logic has been to consider measure-free conditionals as three-valued objects: given two propositions a,b of a classical
propositional language L, a conditional (a | b) is true when a and b are true, is false when a is false and b is true, and
inapplicable when b is false. This three-valued approach actually goes back to de Finetti in the Thirties [13] and Schay in the
Sixties [47], and was later further developed among others by Calabrese [8], Goodman, Nguyen and Walker [26-28,52], Gilio
and Sanfilippo [24], and Dubois and Prade [16,17]. In particular the last authors have also formally related measure-free
conditionals and non-monotonic reasoning. The rest of this section is mainly from [17].

The idea is to extend any Boolean interpretation v : L — {0, 1} for the language L to a three-valued interpretation v : (L |
L) — {0, 1,?} on the set of conditionals (L | L) built from L and defined as follows:

v, ifvi)y=1
v(a|b) = { 2, otherwise.

Although the third truth-value “?” denotes inapplicable, it is usually be understood as “any truth-value”, i.e. one can take
? as the set {0, 1}. Indeed, this interpretation is compatible with taking v(a | b) as the set of solutions x € {0, 1} of the
equation

v(aAnb)=xA*v(b),

where A* is the Boolean truth-function for conjunction, once values for v(a) and v(b) have been fixed, and hence v(a A b)
as well. In particular, when b = T, there is a unique solution v(a | T) = {v(a)}, for every v and a.

From an algebraic point of view, considering plain events belonging to a Boolean algebra A (f.i. the Lindenbaum algebra
for the above propositional language L), the above three-valued semantics led Goodman and Nguyen’s to the following
definition of a conditional event [27], not as another event, but as a set of events in A:

(@a|b)y={xeA|xAb=aAb},

that turns out to actually be an interval in the algebra A, indeed, it can be checked that

@a|b)y={xeAlarb<x<b—a}=[anb,b—a].

It is worth noticing that conditionals of the form (a | T), where T is the top element of A, can be safely identified with the
plain event a € A, since [a A T, T — a] = {a}. Moreover, this definition leads, in turn, to usually accepted equalities among
conditionals like

(@|b)=(@Ab|b)=(@<b|b)y=(b—alb),

since all of them define the same interval. By Proposition 3.3 and Corollary 3.4, the above equalities hold in every Boolean
algebras of conditionals. However, observe that, contrarily to Boolean conditionals, if a < T, then (a|a) # (T | T).

From the above definition, it directly follows that the condition for the equality between two conditionals is the same as
we determined in Theorem 4.12 (except for the case where both are T¢ or Lg):

(@a|b)=(c|d) iffanb=cAd and b=d,
while the commonly adopted and compatible notion of ordering is the one defined by the interval order:

(@a|b)<(c|d) iffanb<cAdand b—>a=<d—c, 9)

that is of course a partial order, with T= (T | T) and F= (L | T) being the top and bottom conditionals respectively.
It is interesting to notice that, if | <a <b and L < ¢ <d, the left-to-right direction of (9) holds in every C(A). Indeed,
under those further conditions, (a|b) < (c|d) gives, by Lemma 4.14 (ii), that a=a Ab < c=c A d. Moreover, a > L implies
1l <b—a,and b — a <a < b. Similarly, 1 <d — ¢ < d. Therefore, since (a|b)=(b— a|b) and (c|d) =(d — c|d), one
has b —a <d— c as well.

It is clear that, in the above setting of three-valued conditionals, any conditional can always be equated to another one
of the form (a | b) where a < b. Thus the set of conditionals built from events from a Boolean algebra A can be identified
with the set A|A={(a|b):a,be A,a <b}, that is in 1-1 correspondence with the set Int(A) of intervals in A. Therefore,
in this setting, conditioning can be viewed in fact as an external operation A x A — Int(A).

Several attempts have been made to define reasonable operations on measure-free conditionals as internal operations on
Int(A), in particular operations of “conjunction” A, “disjunction” v and “negation” —. There is a widespread consensus on
the definition of the negation — by stipulating —(a | b) = (—a | b), which coincides with the one on Boolean conditionals.
As to conjunction, there have been some reasonable proposals in the literature, corresponding to different possibilities
of defining the truth-table of a three-valued conjunction on {0, 1, ?} (see [15,17]), but two of them emerge as the major
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competing proposals, as they are the only ones satisfying the following qualitative counterpart of Bayes rule: (a|b) AND (b |
Ty=(@nb|T)8

Goodman and Nguyen (cf. [27]): (a|b) Aj(c|d)=(aAc|(—aAnb)V (—cAd)Vv(bird))
Schay, Calabrese (cf. [47,8]): (@a|b) Aq (c|d)=((b—a)A(d—c)|bVvd)

The operation A; is in fact a genuine interval-based conjunction, in the sense that the interval interpreting (a | b) Aj (c | d)
is the result of computing all the conjunctions of the elements of the intervals interpreting the conditionals (a | b) and
(c|d), thatis, if (a|b) Aj(c|d)=(u|v) then [uAv,v—>u]l={xAy|xelanb,b—al,yelcrd,d—c]}.

On the other hand, the operation Aq, also known as quasi-conjunction [2], is tightly related to the interval order on
conditionals defined above, in the sense that (a|b) < (c|d) iff (a|b) Aq (c|d) = (a|b). Dubois and Prade [17] consider that
only the use of the quasi-conjunction Aq is appropriate in the context of non-monotonic reasoning, where conditionals
(a | b) are viewed as non-monotonic conditional assertions or default rules “if b then generally a”, usually denoted as
b |~ a. In fact, consider an entailment relation between finite sets of conditionals and conditionals as follows: a finite set of
conditionals K = {(a; | bj)}ic; entails another conditional (c | d), written K = (c | d), if either (c | d) € K or there is a non-
empty subset S C K s.t. C(S) < (c|d), where C(S)=Aq{(a|b)|(a|b)e S} is the quasi-conjunction of all the conditionals
in S. Then they show that this notion of entailment basically coincides with the nonmonotonic consequence relation of
System P. More explicitly, they show the following characterisation result:

K (c|d) iff (c|d)canbe derived from K using the rules of system P
and the axiom schema (x | x).

On the other hand, corresponding disjunction operations V; and Vo on conditionals are defined by De Morgan’s laws
from Ay, Aq respectively.

All these conjunctions and disjunctions are commutative, associative and idempotent, and moreover they coincide over
conditionals with a common antedecent. More precisely, (aAc |b) = (a|b) A;(c|b) = (a|b) Aq (c|b). However, none of the
algebras (A | A, Aj, Vi,—, T,F), for i € {I, Q}, is in fact a Boolean algebra. For instance, Schay [47] and Calabrese [8] show
that Aq and Vvq do not distribute with respect to each other.

It is worth noticing that the above conjunctions are defined in order to make the class A | A of conditional objects closed
under A;j, and hence an algebra. Therefore, for every ai, b1, az, b, € A, and for every i € {I, Q}, there exists c,d € A such
that, (a; | b1) Aj (az | b2) = (c | d). On the other hand, our construction of conditional algebra defines a structure whose
domain strictly contains all the elements (a | b) for a in A, and b € A’. This allows us to relax this condition of closure as
stated above. Indeed, for every pair of conditionals of the form (a; | b1) and (az | b2) belonging to the conditional algebra,
their conjunction is always an element of the algebra (i.e. the conjunction is a total, and not a partial, operation), but in
general it will be not in the form (c | d). Moreover our definition of conjunction behaves as A; and Aq whenever restricted
to those conditionals with a common antedecent or context.

8.2. Conditional event algebras

In his paper [51], van Fraassen devises a minimal logic CE of conditionals whose language is obtained from classical
propositional language by adding a “conditional symbol” =. The algebraic counterpart of CE are the so-called proposition
algebras. A proposition algebra is a pair (F, =) where F is a Boolean algebra (of events) and = is a partial binary operation
on F such that (where defined) satisfying the following requirements:

1) (A=BAA=C)=A= (BAC()
(N (A=>B)V(A=C=A=(BVC()
(M AAN(A=B)=AAB

(V) A= A=T

Propositional algebras lead to probabilistic models by adding a probability measure P to the algebras and requiring that
the following is satisfied

(m2) If P(A) #0 then P(A = B) = P(A A B)/P(A).

In the same paper van Fraassen uses the usual product space construction to provide models of the above. In particular,
starting from a Boolean algebra of ordinary events A and a probability measure P on it, he finds a way of representing
conditional events such that: (1) conditional events (b | a) live in a bigger Boolean algebra A*; (2) ordinary events a are a
special kind of conditional events, i.e. a should be identified with (a | T); (3) the rule of modus ponens a A (b |a) < b holds
true in A*; and (4) the probability measure P on A can be extended to probability measure P* on A* satisfying (m2) above.

8 Note that this a particular case of our Requirement R4 for Boolean algebras of conditionals, see (v) of Proposition 3.3 and (ii) of Corollary 3.4.
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Goodman and Nguyen [26] build on this to define a Conditional Event Algebras (known as Goodman-Nguyen-van Fraassen
algebra). To compare this to our setting, let us recall this construction in the case where the initial algebra A is finite.
Consider the countable Cartesian product Q°° = at(A) x ab(A) x ..., i.e. the set of countably infinite sequences of atoms of
A. Then A* is defined as the o -algebra of subsets of 2°° generated by all the cylinder sets of the form

(ay,....an, T, T,..0 ={(W1,wa,..., Wy, Wpt1,...) € Q¥ | w; <gq, fori=1,...,n},
for ne N and ay,...,a, € A. Then, for every pair of events a,b € A, Goodman and Nguyen define the conditional event
(b | a) as the element of A* that is the following countable union of pairwise disjoint cylinder sets:
bla):=|Ji-a, X, —a,anb, T,T...). (10)
k>0

Note that the initial algebra of events A is isomorphic to the subalgebra of A* of conditionals of the form (a| T) =
(a, T, T,...), with a € A. Now, any probability measure P on A extends to a suitable probability P* on A*. Namely, one
can define P* on the cylinder sets of A* as

P*({ai,....an, T, T,...0)=P(ay) - ... P(ap),

and using Kolmogorov extension theorem (cf. [50, §2.4]), P* can be extended to the whole o -algebra A*.
Finally, they show that the probability P* on conditionals actually coincides with the conditional probability: if P(a) > 0,
then one has:

Pr((bla) = P*||J(—a. K. —a.anb, T.T...)
k>0
= Y P*(~a,.K.,=a,anb T, T..))
k>0 (]1)
= P@nb)-» (1-P@)*
k>0
_ P(aADb)
P(@

where the last equality is obtained by using the well-known formula for the sum of a geometric series, in this case the ratio
being 1 — P(a), and getting } . ,(1 — P@)*=1/P(a).

Summing up, both our approach and the Goodman-Nguyen-van Frassen one aim at the introduction of a formal structure
to study conditional probability as measures of conditionals. To this end we both require the underlying algebraic structure
to be Boolean. On the other hand, and this marks a first technical difference, whenever the starting Boolean algebra A
is finite, C(A) is finite as well while A* is always infinite, and moreover each conditional in A* is defined itself as an
infinitary joint, see (10) above. Note that, for equating P*((b | a)) with P(a Ab)/P(a), the derivation (11) necessarily requires
P*((b | a)) to decompose in infinitely-many summands.

A further important difference concerns the definition of conditional events. In fact, although in our approach the al-
gebra C(A) itself defines the conditionals and characterizes their properties at a formal algebraic level, in A* conditionals
are identified with a particular subset of its elements, namely those elements that can be expressed via (10) above. This
difference owes mainly to the fact that the two approaches really capture distinct intuitions about conditional probability.

9. Conclusions and future work

In this paper we have introduced a construction which defines, for every Boolean algebra of events A, its corresponding
Boolean algebra of conditional events C(A). Our construction preserves the finiteness of A, in the sense that C(A) is finite
whenever so is A. Actually, in the case of finite algebras, we have provided a full characterization of the atomic structure of
C(A) and proved that any positive probability measure P on A canonically extends to a (plain) positive probability pp on
C(A) that coincides with the conditional probability induced by P, that is, it satisfies the condition:

P(a ADb)
P(b) °

for any events a, b € A. Finally we have introduced the logic LBC to reason about conditionals which is sound and complete
with respect to a semantics defined in accordance with the notion of Boolean algebra of conditionals. Moreover, we have
pointed out the tight connections of this logic with preferential nonmonotonic consequence relations.

Several interesting questions remain open and we aim to address them in future work. In this work we have not consid-
ered algebras with iterated conditionals. It would be interesting to study whether it is possible to introduce in the algebras
of conditionals C(A) a proper binary operator capturing the notion of iterated conditioning, for instance in the sense of

jp(@|b) =
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whether an object of the form ((a|b) | (c|d)) can be defined as another element of C(A) in a meaningful way, i.e. without
having to resort to a meta-structure of the kind C(C(A)).

As we have shown, given a positive probability P on an algebra of events A, we can extend it to a probability pp on
the whole algebra of conditionals C(A), and hence it is in principle possible to compute the probability of any compound
conditional. However it would be interesting to investigate whether there are more operational rules for computing the
probability of conjunctions and disjunctions of basic conditionals. In particular, one could check whether rules appearing in
e.g. [26,33] apply also in our framework.

On the measure-theoretical side we leave open the problem of generalizing Theorem 6.13 to the case when P is a not
necessarily positive probability on A. Preliminary investigations in this direction shows that a result of this kind needs a
deeper algebraic analysis of the Boolean algebras of conditionals C(A), in particular on the relation between the congruences
of A and those of C(A).

At the foundational level, a pressing question will be to investigate Boolean algebras of conditionals in light of de Finetti’s
coherence criterion for conditional assignments. In particular we will investigate if, or up to which extent, the coherence of
a “book” on conditional events (ai | b1), ..., (ax | by) can be characterized in terms of the coherence of an “unconditional
book” on the (a; | b;)’s viewed as elements of a Boolean algebra of conditionals. A satisfactory solution to this problem
would then motivate the extension of this coherence-based analysis to non-probabilistic measures of uncertainty, along the
lines of [19].

More generally, a natural question to be addressed in future research has to do with defining non-probabilistic analogues
of the relation established in the present paper between Boolean algebras of conditionals and conditional probabilities.
Most interesting targets include possibility and necessity measures, ranking functions, belief and plausibility functions, and
imprecise probabilities.

As to those latter recall that, as a consequence of Corollary 6.6, convexity fails, in general, for sets of separable prob-
abilities. This raises the question as to how separable probabilities relate to the long standing problem (see e.g. [11]) of
reconciling various forms of qualified stochastic independence with convex sets of probabilities.
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Appendix A. Proofs

Proofs from Section 3
Proposition 3.8. In every algebra C(A) the following properties hold for everya,c € Aandb € A’:

(i) (@|b)> (b |b)iffa=b;

(ii) ifa <c, then (a | b) < (c | b); in particulara <ciff (a| T) <(c|T);
(iii) ifa <b <d, then (a | b) > (a | d); in particular (a|b) > (a|a Vv b);
(iv) if (a|b) # (c | b), thena Ab #c A b;

(V) @nb|T)<(@|b)<(b—alT)

(vi) ifand=_1land L <a<b,then(a| T)n{d|b)=L¢;
(vii) b TYN(a|b) <(a|T).

Proof. (i). By definition, (a |b) > (b |b) iff (a|b) (b |b) = (b |b) iff, by Proposition 3.3 (iv), (b |b) =(@ Ab|b)=(a|b).
Finally, let us prove that if a # b, then (a|b) < T¢. If a 2 b, then a Ab <b and hence there exists ¢ € A, different from L,
such that b = (a A b) Vv c. Therefore, from Proposition 3.3 (i) and Proposition 3.6 (iii), Te =(b|b)=((@Ab)vc|b)=(aAb]|
b)v (c|b) and (c|b) # Lg. Thus, (a|b)=(aAb|b) < Te.

(ii). If a <c, then a A c =a, and hence (a A ¢ | b) = (a | b). Therefore by Proposition 3.3 (ii), (@|c)rn(c|b) = (a|b), and
(a|b) < (c|b). Moreover, if (a| T) <(c|T), then easily (a—c| T)=Teg = (T | T). From Proposition 3.6 (i), a >c=T,
and hence a < c and the first part of (ii) holds.
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(iii). If a < b < d, then Proposition 3.3 (v) implies that (a |d) = (a | b) N (b|d), and hence (a|d) < (a|b).
(iv). It directly follows from Proposition 3.3 (iv).

(v). First of all, (a|b) =(anb|b) > (anb|T) from Proposition 3.3 (iv) and the last claim of (ii). In order to show the second
inequality, assume first a < b. Since bv —=b =T we have (a|b)=(a|b)ri(bv—=b|b)=((@|b)rn(b|T)ua|b)yrn(=b|T)).
Now, from Proposition 3.3 (v), (a|b)m(b| T)=(a| T), and clearly (a|b)m(—=b | T) < (—=b | T), therefore (a|b) < (a|
T)u(=b|T)=(=bva|T).Now, in the general case, (a|b)=(@Ab|b)<(=bVv(@aAb)|T)=(-bva|T)=b—>a|T).

(vi). We have (a| T) < (a|b) from (ii). Then, (a| T)m(d|b)<(a|b)n(d|b)=(@Ad|b)y=(L|b)=_Le¢.

(vii). From Proposition 3.3 (iv) and (ii), it follows that (b | T)n(@|b)=b|T)n(@Ab|b)y<(b|T)n@Ab|T)=(@ADb|
T)<(|T). O

Proposition 3.9. In every algebra C(A) the following properties hold for alla,a’ € Aand b, b’ € A’:

(i) (@|b)m(a|b’) <(a|bvDb');inparticular, (a|b)r(a|—b) <(a|T);
(ii) ifa<bAb’,then (@a|b)n(a|b)=(a|bVvD');

(iii) (@a|b) < (b—a|bVvb');

(iv) @/b)yn@|b)y<((b—a)A® —d)|bvD).

Proof. (i). For allae A and b and c in A/, since (bvc|bve)=Tg, (alb)n(alc)=(@|b)n@|cyndvc|bvec)=(a|
byrn@|con(b|bvecyu(c|bvo)) =

=(a|byn@|cyn®|bveyualb)yn(alc)yrn(c|bvo)). (A1)

Now, (@|b)r(a|c)n(|bvc)<(@|b)yrn(b|bvc)=(@Ab|b)yrn(b|bvc)=(@Ab|bvVc), where the first equality is due to
Proposition 3.3 (iv) and the second one to Proposition 3.3 (v). Analogously, we have (a|b)m(a|c)rn(c|bvc)<(a|c)n(c|
bvc)=(anc|bvc). Thus, by (A1), we get that (a|b)rn(a|c)<(@aAb|bvc)u(anc|bvc)=(@n((bvc)|bvc)=(a|bvo),
from Proposition 3.3 (iv).

Obviously the particular case follows by taking b’ = —b.

(ii). Now, assume a < b A b'. Then, from (A.1) the claim follows provided that, under this further hypothesis, (a | b) r (a |
bym®m|bvb)=@|b)n(|bvb)and (@|b)rn(@|b)n ' |bvb)=(@|b)n® |bvDb). Let us prove the first equality,
the second being completely analogous.

First of all (a|b) = (a Ab|b) (recall Proposition 3.3 (iv)), whence (a|b)n(a|b Y (b|bVv b)) =(@Ab|b)yn(a|b)n(|
bvb)y=(@Ab|bvb')r(a|b') (the last equality follows from Proposition 3.3 (v)). Now, (aAb|bvb’)<(a|bvb') <(a|b’)
because by hypothesis a <b’ <bVvb'. Thus, (aAb|bVvb)n(a|b)=(@Ab|bvDb)=(a|bVvb’) since a <b. Finally, since
again a <b <b v b/, from Proposition 3.3 (v), one has (a|bVvb')=(a|b) A (b|bVvD') as desired.

(iii). In every Boolean algebra it holds that b — a =—b v a > —=b. Thus b — a > —=b > c A =b. Thus, from Proposition 3.8 (i),
(b—->alcAn—-b)=Tg.Hence, (a|b)<(b—a|b)and (a|b) <(b— a|cA—-b), whence (a|b) <(b—a|byn(b— al|cA-b).
The latter, from (i), is less or equal to (b — a | (c A—=b) vb) = (b — a|c Vv b). This settles the claim.

(iv). From (iii), (@ |b) <(b—a|bVvb’) and (@' |b") < (' — d |bVv D). Thus, (a|b)n(@ |b)y<®bB—>a|bvb)n®d —da |
bvb)y=({(b—>a)A (' —d)|bvb). O
Proofs from Section 4

Proposition 4.3. Part;(C(A)) is a partition of C(A).

Proof. We have to prove the two following conditions:
(@) L Parti(C(A)) = Te,
(b) for distinct tq, tp € Part;(C(A)), t1 Nty = L¢.
(a) We shall prove this claim by induction on i. The case i = 1 is easy as Seq1(A) = {(«) | @ € at(A)} and clearly | |y eqta) (e |
T =Naa|T)=Te.
If 1 <i,let 1 <j<iand suppose the claim is true for j— 1, that is, | | Partj_1(C(A)) = T¢. We have to prove that

LI Partj(C(A)) = T¢ as well. For each sequence B = (B1,...,Bj—1) € Seqj_1(A), consider its corresponding compound
conditional wg = Bl THym...n(Bj—1|—=p1 A... A—=Bj_2). By inductive hypothesis, we have

L] wg=[]Partj1cA)=Te.

BeSeqj_1(A)
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Further, let D(B) = at(A) \ {A1, .. .Bj—1} be the set of n — j + 1 atoms of A disjoint from {B1,...B8;_1}. Then it is clear
that

L] @i=g1A...A=Bji-1)=Te.

aeD(p)

and thus wg = l,cp @M@ | =p1 A... A=Bj-1).
Therefore, since this holds for every sequence B € Seq j—1, we finally get:

Te= | o= L L] wgnBi=pir...A=Bj-1)

BeSeqj_1(A) BeSeqj_1(A) \BeD(B)
= || wy=|_]Pat;c@®.
seSeq;(A)

(b) Let wg, wg € Part;(C(A)) with o # B. To be more precise, if @ = (&1,...,0;) and 8 = (B1,...,8:), let 1 <k <i the
minimum index such that ay # k. Then it holds that (o | a1 A ... —o—1) M (Bk | =p1 A ... =Bk—1) = L¢ since —ag A
.1 ="P1 A...mBr_1 and ai A By = L. Then, the claim follows from observing that @ M g8 < (og | 1 A ... —0tg_1) M

Bl =B1 A ... mfrr). O

Corollary 4.8. Let A be a Boolean algebra with |at(A)| = n. For every basic conditional (a | b) € C(A) with a <b, |ot<(a | b)| =
_lot=@|

|
et ()

Proof. We start proving the following

Claim 1. Ifa = « is an atom of A, then |ob<(a | b)| = 5%

Proof. (of Claim 1) Obviously, if b is an atom, and since we are assuming a < b, it must be a =b = «. Then |at<(a | b)| =
lat< (o | @)| = |ob(T¢)| = n!. Conversely, if b is not an atom, let a1, ..., o, € at(A) (with k > 1) such that b = \/if=l o;.
Further, since o < b, there is ip <k such that «;, = «. For simplicity, and without any loss of generality, assume ip = 1.
Hence,

k
n!=lob<(eq VaaV...vVay b= |ot<(ai|b)|

i=1

and hence, by a symmetric argument, |ot<(x | b)| = ’}—(' = \@&T(b)l and Claim 1 is settled. O

Coming back to the proof of Corollary 4.8, and remembering from Proposition 4.1 that a | b = \/aSX(a | y), we have that,

thanks to Claim 1, leb<(a | b)| = |ob<(@)] - i O

Proofs from Section 6

For the proof of next lemma recall the tree structure T introduced in Section 5.1.

Lemma 6.8. The map . p is a probability distribution on ot(C(A)), that is,

Y. Hp@p)=1.

aeSeq(A)
Proof. Let |at(A)| =n and let T be as described in Section 4. Attach to each node of T the following values:

o Level 0: recall that the root node is (T | T). Thus attach P(T | T)=1.
e Level 1: attach to each node («; | T) of level 1 the value P(w;). By definition of atom and since P is a probability
measure, we have that

Z P(@)=1.

aeat(A)
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e Level i: For each node Bi_1 at level i —1, let (B4, ..., Bi—1) the partial sequence corresponding to the path from (T | T)
to Bi—1. Then attach to the n — i children nodes the value P(8 | —B1 A ... A—Bi_1). Note again that

> PBI=P1A...A=Bi_1)=1.
Beat@\{B1,....8i-1}

Recall also that, by construction of T, at(C(A)) is in 1-1 correspondence with the paths from the root to the leaf nodes
of the tree. Furthermore, the above procedure attaches to each node x of T, the value P(x) = Zw&<xﬂp((x)a). Thus, in
particular, for every leaf I, P(I) = up(wg;) where @ is the sequence in Seq(A) which uniquely corresponds to the path from
T | T to L Thus, by the above construction, letting L the set of leafs of T, one has

1= P)=) urlwm)= Y upr(wg).

leLp leLp aeSeq(A)

Thus, the claim is settled. O

Lemma 6.10. Let o; , ..., oj, € ab(A). Then

P(ai,) P(ai,)

(W) iy, ... i ]) = Pleiy) - P=eiy) " Plmei A= A A=)
.. P(eti;)
(if) MP([[(X"P i aitﬂ) = MP([[ail v Uiy s Uy ey ait]]) ’ P("(Yi]A—v(Yiz/i...AﬂOti[—l)'
Proof. (i). Let 1, ...,y be the atoms of A different from o, ..., . Thus, wy € [y, ..., @] iff § = iy, ..., a5, 0) for o
any string which is obtained by permuting [ — 1 elements in {y1,..., ¥}.
: . ) _ ) Paiy) P(eiy) _ P(o1) P(02)
Therefore, letting ¥ = —a;, A ... A =0, K= P(ai,) - P(—u?l) e Pea /\_‘U‘izAth_'ai[,]) and H=73 5 5 * proszon -

. P(o1-1)
P(WA—O1A...A—0p_2)"

wp ([, ... 0, ]) =K - H.

We now prove by induction on [ that H=1.

one has

(Case 0) The basic case is for [ = 2. In this case H = 204 4 % = P0v¥) Ty, the claim trivially follows because

P(¥) W) = P
Y=y V.
(Case l) For any j=1,...,I we focus on the strings o whose first coordinate o1 = y;. Therefore,
_ Py P(02) P(o1-1)
H = P(U) Za:m:y] (P(\I//\—-y1) Tt P(\Il/\—|a1/\.../\—-<7n_2)) t...
+ Py S ( P(oy) . . P(o1-1) )
. P (V) 0:01=Y|*P(WA=y1) " P(WA—-O1A...A—On_2)""
. . . P(or_ P(y; .
By inductive hypothesis, each term ZU:UIZ}/j(P(\[I)J(/iTi)}/l) e P(\pmaf?,k)ﬁan,ﬁ) equals 1. Thus, H = le:1 P(({’Ij)) =1 since

I
V= \/jzl Vi-
(ii). The claim follows from (i) and direct computation. O
Lemma 6.11. Let v1 | b be a basic conditional and let —=b = 1 Vv ..., V By with By = o Then the following hold. Forallt € {1, ...,k —
1},

P(B)
P(b)

MP(B[[am /31» '~‘5ﬂtsalﬂ) :H'P([[aﬂs ﬂls ...,,3t71,061ﬂ) :

Proof. We prove the claim by reverse induction on t. The basic case is hence for t =k — 1. In that case, by construction of
the set [an, Br(1), - -+ Br(o)» @1], one has that [ag, B1, ..., Br—1,@1] is a leaf of B (recall Definition 5.4). Thus,

Blan, 1, - - -5 Br—1, 1] = [, B1, - - -, Br—101]-
Therefore, pp Bon, B, -- -, Be—1,®1]) = wp (o, Bi, - - -, Bk—1, @1]) and by Lemma 6.10 (ii), the latter equals

P(Br-1)
P(=otn A=B1 Ao A=Br—1)

MP([[an» /317 -~~a/3k—25a1]]) °

Therefore, the claim follows by noticing that b = —aty A =1 A ... A —fk_1 as we put oy = k.
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Now, let t < k — 1. Thus, by construction of B, pp(T [otn, B1s---, Br,01]) =

MP(Han7ﬂ17'~"ﬂt5alﬂ)+ Z /J/P(B[[an,ﬁl,...,,Bt,,B[,a]]])
Big{Pr..... Bt}

and the inductive hypothesis ensures that

P
MP(]B[[(XTI’ ﬂh "'sﬂ[’ﬂlval:ﬂ) :MP([[an, ﬁ]s '~'5ﬂ[salﬂ) : %

Thus,

“P(Han7ﬂ17"'aﬂtaalﬂ)+ Z /"LP(B[[aTlnB]’"-7ﬁt7ﬂl!a]]]):
Big{B1..... Bt}

P
://LP([[Oln,ﬂl,...,ﬂt,a]]]). (‘l + Q)’

where d = vﬁz¢{ﬂ1 g BL- Again, Lemma 6.10 (2) gives,

,,,,,

P(Br)

P(—an A=B1...A=f)

/"LP([[aTh ﬂ]» '“5ﬂl’sa1]]) :H'P(I],anﬂ ﬂl’ ...,,Btf],al}]) :

Notice that 1+ % = P;,b(z)d) and bvd=—ay A—pi... A= Thus,

P(bvd)=P(=an A—=Bi... A=B). (A2)

Therefore,

I’LP(B[[aTU ﬂ]? e 7:8t7alﬂ)

MP([“”?ﬂ]?"'Vﬂtaal]])—i_ Z MP(B[[aTUﬂlv"'»ﬂtvﬂlsal]])'

BB, Be)
= wp(fom, B1,..., Be.a1]) - (1 + %)
P P(bvd
= wrlan. pr..... f-1.cn]) - P(—'ozn/\ﬂ(gz).../\—'ﬂt) ' ( I(’(Z)))
= pp(fotn, B, Br—1, 1)) - 1;((;;3;))

where the last equality follows from (A.2). O
Lemma 6.12. Let o1 | b be a basic conditional and let b > ot1. Then,

(i) wp(S1) = P(ay).

(ii) Forall2 < j<n, up(Sj) = Pen) - Play)

P(b)

Proof. (i) immediately follows from Lemma 6.11 (i) noticing that, indeed, S; = [o;] by Lemma 5.1 (i). Let hence prove (ii).
In particular, and without loss of generality, let us prove the claim for aj = ay. As in the statement, let us call g1, ..., B

those atoms of A such that —=b = \/i-‘:1 Bi. In particular, without loss of generality due to Lemma 5.1 (ii), let us put By = ay.
Notice that wup(Sp) = ip (B[on, &1]) which, by construction and thanks to Lemma 6.11, equals

k—1

pp(lan, 1)) + Y up Blawn, By, a1]) = P(an) - fe) +§Mp(ﬂan,a1}])- Gy
o Plan) | P(b)
Therefore, since by Lemma 6.10 (i), wp (Jotn, 1]) = P(etn) - P”((j"ojrf) we get
k=1 5o p bv\/":]ﬁ-)
_ P(a1) PBp | . P(a1) ( j=1F1
e =Plem 5o ST ; N A TS P(b)

Finally, notice that b v \/’]‘-;} Bj = —ay. Thus, P (b \ \/’;;} /3]-) = P(—ay) and

Sn) = P(aty) - P(otq) (L
Mp(Sp) = P(an) - P(ay) - P(b))

which settles the claim. O
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Proofs from Section 7
Theorem 7.3.CL/= = C(L).

The proof needs some previous elaboration. For each satisfiable proposition ¢ €L, let ¢* be its expression in full DNF.
We assume that there is a unique such full DNF expression for each formula, i.e. ¢* is the unique representative of the class
[¢] of CPL formulas equivalent to ¢ in full DNF. Thus, let

e L* be the set of satisfiable propositional formulas from L in full DNF,
o Vi={(@* ¥ p*el* UL} ¥yt elr))]
o Free(V*) be the freely generated Boolean algebra with generators V*.

Let us define an equivalence relation on Free(V*) as follows: ®* = ¥* iff LBC - ®* <> W* (the latter due to rules (R1)
and (R2) and CPL reasoning).

Actually, = is indeed a congruence relation on Free(V*), that satisfies the five properties:

- (@t =T

@ YIAWT Y = AY)* 1Y)

- =@ [P =((—e)* [ ¥F)

@t YD) =AY YT

@ YAy =(@* | y*), when bepro > >y

Therefore, = and =¢ as defined in Section 3 are the same congruence on Free(V*) and, consequently,

Free(V*)/= =Free(V")/=,.

Now, let L* be the Lindenbaum algebra of the language L*. Notice that, as boolean algebra, L* contains a bottom element,
although the symbol L does not belong to the language L* as we previously remarked. Thus, V* = L* x (L*)’, whence they
generate isomorphic free algebras, that is to say, Free(V*) = Free(L* x (L*)). Therefore, passing at the quotients, one has
Free(V*)/—, =Free(L* x (L*)")/=, and the latter, by definition, equals C(L*). Thus, we conclude that

Free(V*)/=, = C(L")

Finally notice that, since L* is actually isomorphic to the Lindenbaum algebra L of L, one finally has the following
Lemma Appendix A.1. C(L) = Free(V*)/—.

Now consider the sublanguage CL* of CL built from basic conditionals (¢* | *). If ® is an LBC-formula, we will denote
by ®* the formula from CL* obtained by replacing all propositional formulas ¢ in basic conditionals in ® by their DNF
expressions.

The relation = which is a congruence of Free(V*) clearly also is an equivalence relation on CL* and hence, since = is
compatible with Boolean operations, the structure CL* = (CL*/=, A, V,—, L, T) is a Boolean algebra.

Lemma Appendix A.2. CL* = Free(V*)/=.

Proof. Since CL* and Free(V*)/= are finite algebras we only need to exhibit a bijection between their supports. Notice that
the elements of CL* and those of Free(V*)/— are indeed the same elements, i.e., equivalence classes of Boolean combina-
tions of basic conditionals whose antecedent and consequent are in DNF. Further the equivalence classes are determined by
the same equivalence relation. Thus, clearly, the sets CL*/—= and Free(V*)/= are actually the same set and hence the claim
follows. O

Now we can finally prove the desired isomorphism claimed in Theorem 7.3: CL/= = C(L).

Proof. Due to Lemmas Appendix A.1 and Appendix A.2 it is enough to prove that CL = CL*, that is, for each formula & of
CL, @ is a theorem of LBC iff ®* can be proved from the DNF-instances (A1)* — (A5)* of the axioms of LBC, axioms and
rules of CPL, but without the use of (R1) and (R2).

Every formula ®* is logically equivalent, in CPL, to ® and also every (Ai) is clearly logically equivalent to its DNF. Thus
if ®* can be proved from (A1)* — (A5)* without (R1) and (R2), then ®* is a theorem of LBC and hence so is ®.

9 1t is well-known that contradictory formulas like L =@ A —¢ cannot be expressed in full DNF. For this reason we need to add that symbol to L* to be
a possible consequent of a basic conditional.
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Conversely, assume that w = Wy, ..., ¥, (where ¥, = ®) is a proof of ® in LBC. First of all, we can safely replace each
W; by its DNF W} without loss of generality so defining a list of formulas 7z* all in DNFE. Further notice that, in replacing ¥;
by W*, any occurrence of the rule (R1) becomes

(R1)* from cpp @* — ¥*, derive (@* | x*) = (¥* | x™).

Then, since in DNF we have tcpp ¢* < ¢* iff ¢* = ¢*, (R1)* yields the following derived rule: if ¢* = ¢*, derive (¢* |
Xx*) < (W*| x*), ie, essentially, for all ¢, derive (¢* | x*) <> (¢* | x*), which is trivial and hence can be omitted in 7*.
The same obviously applies to (R2).

Thus, summing up, 7* is a proof of ®* made of formulas in CL* and which does not use any occurrence of (R1) and
(R2). Thus, the claim is settled. O
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