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Chapter 10 M)
On the Universal Combination Function e
and the Universal Difference Equation

for Reified Temporal-Causal Network

Models

Abstract The universal differential and difference equation form an important
basis for reified temporal-causal networks and their implementation. In this chapter,
a more in depth analysis is presented of the universal differential and difference
equation. It is shown how these equations can be derived in a direct manner and
they are illustrated by some examples. Due to the existence of these universal
difference and differential equation, the class of temporal-causal networks is closed
under reification: by them it can be guaranteed that any reification of a
temporal-causal network is itself also a temporal-causal network. That means that
dedicated modeling and analysis methods for temporal-causal networks can also be
applied to reified temporal-causal networks. In particular, it guarantees that reifi-
cation can be done iteratively in order to obtain multilevel reified network models
that are very useful to model multiple orders of adaptation. Moreover, as shown in
Chap. 9, the universal difference equation enables that software of a very compact
form can be developed, as all reification levels are handled by one computational
reified network engine in the same manner. Alternatively, it is shown how the
universal difference or differential equation can be used for compilation by multiple
substitution for all states, which leads to another form of implementation. The
background of these issues is discussed in the current chapter.

10.1 Introduction

Modeling dynamic processes by simulating and analysing differential or difference
equations has a long tradition in almost all scientific disciplines; e.g., Ashby (1960),
Brauer and Nohel (1969), Lotka (1956), Port and van Gelder (1995). The Network-
Oriented Modeling approach (Treur 2016, 2019a, b) based on temporal-causal net-
works also has an underlying differential equation format to model the dynamics. The
recent extension of this approach to reified temporal-causal networks as addressed
in the current book, has extended and generalised the format of the underlying
difference and differential equations in order to enable modeling of networks for
processes that are adaptive of any order; see Chaps. 3-8 or (Treur 2018a, b).
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In Chap. 3 it was shown that when network reification is applied to a
temporal-causal network, it results in a reified network that itself is again a
temporal-causal network. In more abstract mathematical terms this can be formu-
lated by the class of temporal-causal networks being closed under the reification
operator. This is a very convenient closure property for this class of networks, as
because of that all methods developed for temporal-causal networks can also be
applied to reified temporal-causal networks. One important example of this is that it
enables that reification can also be applied to reified networks, so that the reification
can be iterated easily. Thus multilevel reified networks are obtained that in
Chaps. 4-8 turned out very useful to model higher order adaptive networks, for
example to model plasticity and metaplasticity. Another important example is that
mathematical analysis of emerging behaviour as known for temporal-causal net-
works can also be applied to reified temporal-causal networks, in particular both to
the base states and the reification states in a reified network. Chapters 13 and 14 are
examples of such mathematical analyses, where mathematical properties of the
combination function of a reification state are related to emerging behaviour for the
adaptation process.

To prove that the class of temporal-causal networks is closed under reification
there is a central role for the universal combination function and the universal
difference equation that can be used to describe the base states in the reified net-
work. In Chap. 3, Sect. 3.5 this universal combination function was introduced
more or less out of the blue, and the universal difference equation is just derived
from this combination function; that function turned out correct, which provides a
form of verification afterwards. However, this can be done in a better way. Strictly
spoken, it would be possible to derive valid statements from invalid statements, so
confirmative verification of a derived statement is not a strict proof in a logical
sense. Therefore in this chapter the derivation of the universal combination function
is addressed in some more depth and it is also illustrated for specific cases.
However, first a short route is described in Sect. 10.2. After this, the longer route is
described. In Sect. 10.3 each of the different roles is analysed separately and for
each a combination function and difference equation are derived for the base states.
Then, in Sect. 10.4 the universal combination function and universal difference
equation are derived for all roles at the same time. Section 10.5 shows that the
criterion for equilibria for temporal-causal networks also applies to the universal
differential equation in reified temporal-causal networks. In Sect. 10.6 it is shown
how it can be derived from the role matrices. In Sect. 10.7 it is shown how this
universal difference equation can be used for a compilation process by for each state
Y substituting the data from the role matrices in them before simulation time and not
during simulation time. This may be a useful method to simulate very large reified
networks in an efficient manner.
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10.2 A Short Route to the Universal Difference
and Differential Equation

Recall this expression (7) from Chap. 3, Sect. 3.5 for the combination function and
(8) for the difference equation:

cy(t, i (1), mi2(t), - s Tm(8), Tum(2), Vis oo s Vi)
Yy (1) befy (riay (), mo1y (1), Vi, Vi) + - +“{m‘,y(t)bCfm(ﬂl.m,y(l‘)ﬂz,m,y(l% Vi, o Vi)
Yip(®)+ o Yy ()

()
Y(1+ A1) = Y(0) +ny(1)[er (1, 0x, y (X1 (1), - ., 0x, v ()X (1)) = Y ()] Az (2)

Substituting the former expression (1) in the latter (2), the difference equation
becomes

Y(r+Ar) = Y()
(D) bef ) (11,1,y (1), 72,1y (), 0%, y (DX1 (1), - 0x y (0Xe (1)) + -+ 4 ¥, (1) beF (R y (1), Ty (0, ¥,y (DX (1), - 0x, r (D) Xa (1))
[ _

+ny(r) Yoy (O + - ()

Y ()] At
3)

Within the reified network the adaptive values of i, ®, y and & are represented
by their reification states H, W, C and P. By substituting these in (3), a difference
equation for the reified network is obtained:

Y(t+Ar) =Y(1)
Ciy (1) befy (Priy (1), Py (1), Wy (0X1 (1), o, Wy (0Xk()) + -+ + Cony (1) be (Prny (1), Pay (1), W, v (0X1 (1), - Wy (1) Xk (1))
t

+Hy ()]
ol Ciy()+ - +Cuy(r)

—Y(1)]Ar
4)

In differential equation format (leaving out references to ?), this is

H (Ciy bef, (Pl.l,YrPE.l,erX‘.YXIV ce ka.ka) + -+ +C,,ybcf, (Pl.m,YyPZ,m.Yv Wy, yXi,.. -:WXA.YXk)
Yl -

dy/dr =
/ Ciy+ - +Cuy

v)
(5)

Note that this difference and differential equation is not yet in the standard format of
a temporal-causal network, as Hy is not a constant speed factor. However, it can be
rewritten into the temporal-causal network format when a suitable universal com-
bination function ¢*y(..) is defined. It can be verified by rewriting that when using
the combination function defined by (6) below, this universal difference equa-
tion (4) (a) becomes in the standard temporal-causal format, and (b) indeed is
equivalent to the above difference equation in (3). So, define



228 10 On the Universal Combination Function ...

¢y (H,Ci,.. Gy Pri, Poty oy Pry, Pog, Wi,y o Wi, Vi Vi, V)
_ Hclefl (P11, Pot, WiV, WiVi) + -+ 4 CubeEy (Py, Pon, WiV - WiV
a Ci+ - +Cy

+(1—H)V
(6)

Then this goes as follows. For more explanation and background on this, see
Sect. 10.3 and further. Consider the following wuniversal differential equation
variant, which is (leaving out the reference to ¢), and assuming speed factor 1:

dY/dr = c¢;(Hy,Ciy,....,Coy,Priv,Pory, .., Pimy, Pomy Wx v, .. Wy v, X1, ., X, Y)Y
()
This is indeed in temporal-causal format. Using (6) it can be rewritten as

dy/dr =H (G ybef, (PIVI»Y- Pyiy, Wy, vXi, .. -vka.)’xk) + o+ Cm.ybCfm(Pl,m,y,sz.y, , Wy, rXi, .. »~,WXA.YXA')
" Ciy+ - +Cuy

]
]

+(1—Hy)Y-Y

Now note that this last part (1 — Hy) ¥ — Y is just —Hy Y. Then this easily can be
rewritten into:

Cy,ybefy (PI.L%, Py1y, Wy, yXi, .. ~ank,YXk) + - +Cm,YbCfm(Pl.nLY<,PZ.m,Yvle.YX]: oo Wy v Xi)
Ciy+ - +Cuy

dy/dr = Hy| —v]

(8)

This (8) is exactly differential equation (5) earlier above; this confirms that the
chosen universal combination function ¢*y(..) in (6) to get the reified network in
temporal-causal network format is right. So far this short route. Here the definition
of the combination function (6) may seem to come out of the blue. In the next
sections it is shown (via the longer route) how that can be motivated and derived.

10.3 Downward Causal Connections Defining the Special
Effect of Reification States

The added reification states have to be integrated to obtain a well-connected overall
network. In the first place outward connections from the reification states to the
states in the base network are needed, in order to model how they have their
special effect on the dynamics in the network. More specifically, it has to be defined
how the reification states contribute causally to an aggregated impact on the base
network state. In addition to a downward connection, also the combination function
for the base state has to be defined for the aggregated impact. Both these downward
causal relations and the combination functions will be defined in a generic manner,
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related to how a specific network characteristic functions in the overall dynamics as
part of the intended semantics of a temporal-causal network. That will be discussed
in the current section.

In addition, other connections of the reification states are added in order to model
specific network adaptation principles. These may concern upward connections
from the states of the base network to the reification states, or horizontal mutual
connections between reification states within the upper plain, or both, depending on
the specific network adaptation principles addressed. These connections are not
generic as they are an essential part of the specification of a particular adaptation
principle; they have been illustrated for a number of well-known adaptation prin-
ciples in Chap. 3; see Figs. 3.4-3.10.

10.3.1 The Overall Picture

For the downward connections the general pattern is that each of the reification
states Wy, y, Hy and Cy for the reified network characteristics, connection weights,
speed factors and combination functions, has a specific causal connection to state
Y in the base network, as they all affect Y. These are the (pink) downward arrows
from the reification plane to the base plane in Chap. 3, Fig. 3.3; see also Fig. 10.1.
Actually Cy is a vector of states (C; y, C,y, ...) with a (small) number of different
components C,;y, C,y, ... for different basic combination functions that will be
explained below. Note that combination functions may contain some parameters,
for example, for the scaled sum combination function the scaling factor A, and for
the advanced logistic sum combination function the steepness ¢ and the threshold .
For these parameters also reification states P; ; y can be added, with the possibility to
make them adaptive as well. More specifically, for each basic combination function
represented by C;y there are two parameters m;; and m,; that are reified by
parameter reification states Py ; y and P» ; y. All depicted (downward and horizontal)

p - First
/ / . .
Y Hy Ciy " reification
// //
// Wi,y o O O Pijy // level
/// ///
// Wiy o //
Y D) P2y /
)y S Base
y
e 7 level

Fig. 10.1 Network reification for temporal-causal networks: downward causal connections from
reification states to base network states
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connections in Fig. 10.1 get weight 1. Note that this is also a way in which a
weighted network can be transformed into an equivalent non-weighted network. In
the extended network the speed factors of the base states are set at 1 too.

Note that the 3D layout of these figures and the depicted planes are just for
understanding; in a mathematical or computational sense they are not part of the
network specification. However, for each of the reification states it is crucial to
know what it is that they are reifying and for what base state. Therefore the names
of the reification states are chosen in such a way that this information is visible. For
example, in the name Hy the H indicates that it concerns speed factor (indicated by
1) reification and the subscript Y that it is for base state Y. So, in general the bold
capital letter R in Ry, indicates the type of reification and the subscript the
concerning base state Y, or (for W) the pair of states X, Y. This R defines the role
that is played by this reification state. This role corresponds one to one to the
characteristics of the base network structure that is reified: connection weight o,
speed factor n, basic combination function ¢(..), parameter . In other words, there
are four roles for reification states:

e the role of connection weight reification states Wy, y reifying connection
weights oy, y
the role of speed factor reification state Hy reifying speed factor ny
the role of combination function reification states C;y reifying combination
function cy(..)

e the role of parameter reification state P;;y reifying combination function
parameter m;; y

In accordance with this encoded role information, in principle each reification
state has exactly one downward causal connection, which goes to the specified base
state Y. In the reified network this downward connection is incorporated according
to its role R in the aggregation of the causal impacts on Y by a new, dedicated
universal combination function for that role. How this is done is explained in more
detail in this section.

The general picture is that the base states have more incoming connections now,
some of which have specific roles, with special effects according to their role.
Therefore in the reified network new combination functions for the base states are
needed. These new combination functions can be expressed in a universal manner
based on the original combination functions, and the different reification states, but
to define them some work is needed. As the overall approach is a bit complex, to
get the idea, first the four roles W, H, C and P relating to the different types of
characteristics are considered separately in Sects. 10.3.2—10.3.4; they are illustrated
in Box 10.1-10.3. For the overall process, combining all three roles W, H, C and
P for all base network structure characteristics, see Sect. 10.3 and Box 10.4.
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10.3.2 Downward Causal Connections for Role
W for Connection Weight Reification

First, consider only connection weight reification indicated by role W. The original
difference equation for base state ¥ based on the original combination function cy(..)
is

Y(r+ Af) = Y (1) +nyley (ox, y (X1 (0), . .., ox,y (OXe(1)) — Y(O))Ar (9)

The new combination function ¢*y(..) has to aggregate two types of values:

o the base state values X;(?), ..., Xy(t) for the base states from which state Y gets its
incoming connections
e the reification state values Wy, y(7) ..., Wy, y(¢) for connection weights

Therefore it has to have arguments for all of these values:
¢y (Wx, y(0), .. . Wy v (0), X1 (1), ..., Xk (1))
so ¢*y(..) has to have this format:
(Wi, ooy Wi, Vi oo, Vi)
A requirement for this new combination function ¢*y(..) in the reified network is

Y(t+Ar) = Y (1) + 0y [¢y(Wx, v (1), ., W v (), X1 (2), .., X (1)) = Y(1)] At
(10)

As these two difference Eqgs. (9) and (10) must have the same result for Y(¢) and Y
(t + Ar), the requirement for ¢*y(..) is that (when Wy, y(7) = oy, y(¢)) it holds

C;K/(thy([), .. .,WXkﬁy(l%Xl ([), .. .,Xk([)) = Cy(O)th(l)Xl (l), e mxkﬁy(t)xk([))

So the new combination function ¢*y(..) for this role has to be defined by
C;K,(Wl, ceey Wk, Vl, coey Vk) = Cy(lel, ceay kak) (11)

where

e W, stands for Wy, y ()
e V,; stands for X(7)
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In Box 10.1 an example of this combination function relating to Fig. 10.1 is
shown. Indeed the requirement is fulfilled when Wy, y (1) = @y, y(?):

C;(thy([), .. .7WXkﬁy([)7X1 (l), .. .,Xk(l)) = Cy((ﬂxljy([)xl ([), ey (kaﬁy(I)Xk(l))

Box 10.1 Example of the derived combination function for connection
weight reification role Wy, y and Wy, y in the reified network for base state
Y from Fig. 10.1.

In this box an example relating to Fig. 10.1 where m = 2, bcf;(..) =
eucl, ;(..) for n = 1, bef,(..) = alogistic, «(..), where eucly ;(..) is assumed for
Y.

For connection weight reification the new combination function ¢*y..) for
Yis

ey (Wi, Wy, Vi, Va) = ey (W1 Vy, W2 V) = eucl(1, h, W, Vi, W, V2)
= (W1V1 aF Wsz)/)\.

where
W, = WXl,y(l)
W2 = WXLy(l)
Vi=X; (l)
Vy = X(1)

10.3.3 Downward Causal Connections for Role H for Speed
Factor Reification

Second, reification of speed factors in terms of role H is addressed separately; in the
new situation in the reified network the combination function needs an extra
argument for Hy(7). It turns out that to make it work also an extra argument for the
current value Y(7) is needed, for the timing modeled by the speed factor:

C;(Hy(l‘), le,YXI (t)v B (DXkyYXk(t)7 Y(t))
So, the format for ¢*y(.) becomes:

C;(H, Vl, Ceay Vk, V)
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The requirement for this new function is that (when Hy(f) = ny(¢)) it holds

Y(t+Ar) = Y(1) +myley (Hy (1), ox, yXi (1), . . ., ox, v Xi (1), Y (1)) = Y (1)] At
(12)

It is assumed that the new speed factor n*y is 1; then since (9) and (12) should
describe the same values for Y the requirement becomes:

C;(Hy(l), (,l)Xl,yxl (l), RN mxk’YXk(t), Y(l‘)) — Y(Z‘)
= ny(1)[ey(ox, yXi(2), . . ., @x, yXi () — Y(1)]

This can be rewritten into

C;(Hy(l‘), (JJleyxl (I), . kaYYXk(t), Y(I))
= ny(t)ey(ox, yXi(1), ..., 0x, yXe (1)) + (L =y (1) Y (1)

Now define the combination function ¢*y(..) by
C;(H, Vl, ceey Vk, V) = HCY(VI, ce ey Vk) + (1 — H)V (13)

where

e H stands for Hy(r)
e V,; stands for my, y Xi(?)
e V stands for Y(t)

This is a weighted average (with weights speed factor H and 1 — H) of ¢((Vy, ...,
Vi) and V. Again, in Box 10.2 an example of this combination function relating to
Fig. 10.1 is shown. Also here the requirement is fulfilled for Hy(r) = ny(?).

Box 10.2 Example of the derived combination function for speed factor
reification role H in the reified network for base state ¥ from Fig. 10.1.

In this box an example relating to Fig. 10.1 where m = 2, bef,(..) = eucl,,;(..)
for n = 1, befy(..) = alogistic, .(..), where eucl; ;(..) is assumed for Y.

For speed factor reification the new combination function ¢*y(..) for Y is

C;(H, V],Vz, V) = HCy(Vl,V2)+(1 —H)V
:HellCl(l,)\., V17V2)+(1 —H)V
:H(Vl—l—Vg)/)u'i‘(l —H)V
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where

e H stands for Hy(r)
e V; stands for oy, yX;(r)
e V stands for Y(1)

10.3.4 Downward Causal Connections for Roles
C and P for Combination Function Weight
and Parameter Reification

To make reification of combination functions more practical, for the base network a
countable number of basic combination functions bcf(..) is assumed. From this
sequence of basic combination functions for any arbitrary m a finite subsequence
bef(..),.., bcf,,(..) of m basic combination functions can be chosen to be used in a
specific application. For example with m = 3:

befi(..) =id(..), befa(..) = ssumy(..), befz(..) = alogisticm(..)

Note that when more than one argument is used in id(..), the outcome is the sum
of these arguments (only one of them will be nonzero when Y has only one
incoming connection). For each state Y in the base network combination function
weights 7;y are assumed: numbers Y;y, Y,y.... > O that change over time.
Moreover, combination function parameters m, ; y, T, ; y are assumed for each basic
combination function befy(..) for Y. The actual combination function cy(.) at time ¢ is
expressed as a weighted average by:

cy(L, 1y, o1y, Timy Tomy, Vi, - Vi)
Y1y (#) befy (miiy, Moy Visooo Vi) + o A Yoy (ObCE (T, Moy, Vi, - Vi)
Yy + - F v, 0)

(14)

In this way it can be expressed that for Y at each time point 7 a weighted average
of the indicated basic combination functions is applied. This involves multiple basic
combination functions if more than one of ﬂ{j,y(t) has a nonzero value; just one basic
combination function is selected for ey(.), if exactly one of the v, y(#) is nonzero.
This approach makes it possible, for example, to smoothly switch to another
combination function over time by decreasing the value of v, y(¢) for the earlier
chosen basic combination function and increasing the value of y; () for the new
choice of combination function; see Chap. 3, Sect. 3.7 for an example.

For each basic combination function weight v; , a different reification state C; y
is added. The value of that state represents the extent to which that basic
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combination function bcfy(..) is applied for state Y. Moreover, the combination
function parameters are reified by Py 1 y(f), P21 y(0),..., P1 . w(?), P2, y(1). The new
combination function ¢*y(..) needs additional arguments for them, so it gets this
format:

cy(Cry(0), .. .Coy(®),Priy(),Poiy(t), .., Prmy(6), Pamy(t), @y, yXi (1), . .., @x, rXi(2))

By using variables C;, and P;; for the reified weights C; y(¢) and reified parameter
values P;; y(?), the combination function format for ¢*(..) becomes

c;(Ch ey Cm7P1,laP2,1 Yuues Plﬁm7P2,m,Vl? sy Vk)
Now the following two difference equations should make the same values for Y:

Y(t4At) = Y(1) +nyley (1, 1y, Toty,., Rimy, Tomy, Ox, ¥ X1(t), ..., 0x, yXi (1)) — Y (1)]Ar
Y(t+Ar) =Y(0) +ny[ey (Cry(0), - - . Coy (1), Py, Poiy, ., Prmys Py, 0x, v X1 (1), . . ., 0x, v Xk (1), Y (1)) — Y (2)] At

Therefore the following requirement for the combination function ¢*/(Cy, ..., C,,
P]yl, PZ,], ceey Pl,ms Pz)m, V], ey Vk) is obtained:

ey (Cry(r),...Cuy(t),PrLiy(t),Priy(2), .. ., Py (1), Pomy (1), @x, yX1(2), . . ., @x, yXi())
=cy(t,myy(t), My (), Wimy(2), Tomy (1), @x, yX1(2), . . ., @x, yXi (1))

which is
S (Cry(n), .. .Cony (1), Priy(1),Poiy(t), .. ., Promy (1), Prmy (1), x, yXi(1),.

~ Yay(Obety (1 (1), a1, (1), 0, ¥ X (1), - 0x v Xi(0)) + - A Ty (
Yip(O) 4+ Yy (

s Oy, yXi (1))
1) bef (m1,1,(), T2y (1), 0x, v X1 (1), . .., @x, yXi (1))

7)

To fullfill this requirement the combination function ¢*({(Cy, ..., C,, P11,
Ps1y ooy Piypy Poym, Vi, ..., Vi) has to be defined by

¢y (Ci,.. s Coy Pia, Poty oo s Pry, Pas Vi o Vi)
~ Cybefy (PLiysPoiy,Vis s Vi) + -+ + Cubcty (Prny, Pamys Vi, .., Vi)
Ci+...+C,

(15)

where

e (; stands for the combination function weight reification C; y(¥)
e P;; for the combination function parameter reification P;; /(7)
eV, for the value oy, y X;(?) for base state X;.
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Box 10.3 Example of a derived combination function in the reified network
for base states Y from Fig. 10.1 for combination function reification roles
Cand P

In this box an example relating to Fig. 10.1 where m = 2, bef,(..) = eucl,,;(..)
for n = 1, befy(..) = alogistic, .(..), where first eucly ,(..) is assumed for Y
For combination function reification, assuming C; y(0) = 1, C, «(0) = 0, the
new combination function ¢*y(..) for Y is

¢y (C1,Co, P11, Pr1, Pio, Pan, Vi, Vo)
_ Cybefy (P11y, Paay, Vi, Vo) + Cobetar (Proy, Paoy, Vi, Va)

Ci+ G
_ Cyeuc(1,,V,Vs) 4 Cralogistic(o, T, Vi, V2)
B Ci+C
e BB 4 Calogistic(o, T, Vi, V2)

Ci+ G

where

e (; stands for the combination function weight reification C; y(#)
e P;; for the combination function parameter reification P;; y(7)
e V. for the state value X,(¢) of base state X;.

This enables over time change from combination function eucl,;(..) to
combination function alogistic, .(..) where first C; = 1 and C, = 0, and later
C, becomes 1 and C; becomes 0.

Using this combination function, by substitution for the variables it can easily be
verified that the requirement is indeed fulfilled. Note that it has to be guaranteed that
the case that all C; become 0 does not occur. For a given combination function
adaptation principle, this easily can be achieved by normalising the C; for each
adaptation step so that their sum always stays 1. In Box 10.3 an example of this
combination function relating to Fig. 10.1 is shown.

10.4 Deriving the Universal Combination Function
and Difference Equation for Reified Networks

Based on the preparation in the previous section, in the current section the universal
combination function and universal difference equation for reified networks which
apply to all roles at once are presented.
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10.4.1 Deriving the Universal Combination Function
Jor Reified Networks

It has been discussed above how in the reified network the causal relations for the
base network states can be defined separately for each of the three types of network
characteristics. By combining these three in one it can be found that this universal
combination function for base states Y does all at once:

C;(H, C[, N Cm,PH,Pz‘] g .,P[\,,,,Pz_m., W| gouey Wk, V[7 cony Vk, V)

_ Hclefl (Priys Pory, WiVi,. . WiVi) + -+ + Cubct (Prmys Pamy, WiVi, ..., WVi)
Ci+ - +Cn

(Cibefi (Priys Poiys WiVi, o WiVa) + -+ + Cubcf (Pimy, Panys WiVi, - WiVi)

‘ Cl + st + Cnl

+(1 - H)V

-Vj+V
(16)
where

H stands for the speed factor reification Hy(?)

C; for the combination function weight reification C; y(¢)

P; ; for the combination function parameter reification P; ; y(7)
W; for the connection weight reification Wy, y(7)

V; for the state value X,(¢) of base state X;

V for the state value Y(¢) of base state Y

See Box 10.4 for a general derivation of this universal combination function and
Box 10.5 for an example of its use.

Box 10.4 Deriving the universal combination function and universal differ-
ence equation in the reified network for base states.

Here the overall situation is addressed in which all base network structure
characteristics ®, 1, ¥, 7 are reified together by reification states W, H, C, and
P, respectively. The format for the new combination function c*y(..) needs
arguments for all states in the following manner:

¢y (Hy (1), Cry(t), .., Couy (1), Praiy(2),Paiy(2), .. .., Py (1),
P27m_’y(t),Wth(l‘), .. .,kaﬁy(t), X1 (t), .. .,Xk(t), Y(t))

Assuming speed factor n*y = 1, and connection weights are 1 for the reified
network, a new combination function ¢*y(..) is needed such that

Y(t+Ar) = Y (1) + 0y (1)[er (1, 0x, y (X1 (1), . . ., 0x, v () Xk (1)) — Y (1)] A2
Y(t+ A1) =Y(0)+ [ey(Hy(2), Cry(2), -, Couy (1), Priy(t), Poiy (), - - . PLony (), Pomy (1), Wy, y (), .. ., Wi,y (1), X1 (2), .. .,
Xi(2), Y(r)) — Y(r)]At
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So, the requirement for c*y(..) is:

¢y (Hy (1), Cry(®),...,Coy (@), Priy(1),Po1y(t), .. . Prowy (1), Py (1), Wx, v (1), ..., Wy, y(2), X1(2),...,Xk(2), Y(2))
=Y () +ny(1)[ex (1, 0x, y () X1 (1), .. ., 0,y () Xi(7)) — ¥ (1)]

Assume
Cy(t, Yl,Y(t)a ceey Ym.Y(t)7 nl,l,Y(t)v EZ,I,Y(I)v 9o "nl,mvy(t)’ nlm,Y(l)u Vl’ o0 o Vk)

Y1 y(f)befy (m11v (), T v (8), Vis e Vi) + -+ + Yy (ObCEn (R v (), Moy (), Vi, -, Vi)
Yiy(O)+ o+ Yy (0)

and C; (1) = (1), H®) = nn(0), Wx,y(t) = ox,y(1), and Pijp(5) = m;,
¥(?) for all i and j.

Now given the above expression the new universal combination function
c*y(...) has to be defined by:

cy(H,C1, - s Coiy, P11y Paty -y Prmy Pomy Wiy oo Wi Vi, Vi V)
_ Hclefl (Pr1, Pot, WiV, oo, WiVie) + -+ + Coubeh (Pws Pom, WiV, oo, WicVi)
Cit  +Cn

+(1-H)V

where

e H stands for the speed factor reification Hy(7)

C; for the combination function weight reification C; ()
P; ; for the combination function weight reification P, ; y(¥)
W; for the connection weight reification Wy, y(¢)

V; for the state value of base state X;

V for the state value Y(1)

Then

¢y (Hy (1), Cry(2), - . o, Cony (), Pray (1), Poiy (2), - - o, Promy (1), Poymy (1), W, v (2), - - ., Wiy (), X1 (1), .., Xi(2), Y (1))

® Yoy (bt (@x, y (DX1 (1), -, 0x, ¥ (NXe (1) + -+ + Yy (O)behn (@x, 7 (X1 (1), - - -, 0, 7 (1)Xi (1))
v Yix(®)+ o+ Yy ()

+ (1 —ny ()Y (1)
=Y(1)+ny(1)[
Yy (Obefy (me Ly, o1y, 0%,y (OX1(1), - -, @x y (DXe(1) + -+ + Yy (O)bCEn (T y, Tamy, Ox, ¥ (X0 (7), - oy v (DX (1) Y(0)
Yy + o+ V()
=Y(t) +ny () ey (1, 0x, y (X1 (1), - . ., 0x, ¥ ()X (1)) — Y(1)]

So, this universal combination function ¢*(..) indeed fulfills the requirement.
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Box 10.5 An example of the use of the universal combination function for all
roles H, C, P and W.

Example for Fig. 10.1. For reification of connection weights, speed factors
and combination functions and their parameters together, and bcf(..) is the
euclidean function eucl(..) with order n = 1 and bcf,(..) the logistic function
alogistic(..), and C; (0) = 1, C; /(0) = 0 (so first eucly ,(..) is assumed for Y),
the new combination function ¢*y(..) for Y is (where P, ; for the order n of
eucl, ;(..) is assumed 1):

cy(H,Cy,Cy, P11, Py, P12, Pan, Wi, W), Vi, V5, V)
_ HC1b0f1 (P11, P21, WiVi, Wa V) + Cabety (Pra, Pag, WiVi, W Va)

+(1-H)V
C+CG ( )
Cieucl(Py 1, Py, W Vi, Wa Vs ) + C, alogistic (P, 2, P22, Wi Vi, WLV
:Hl (1,1 2,1, W1V 22) 2 alog (1.2 22, W1V1 22)+(1—H)V
Ci+C
HC1WIV+1W2VZ+C2310gistiC(P172,P272,WIVI,WQVQ) 1
=] ~ + —
Ci+ G ( )

10.4.2 The Universal Difference Equation for Reified
Networks
In summary, the universal combination function found above in (8) is

cy(H, Ci,..,Cu, PLisPoty oo s Pros Pa, Wiy, Wi, Vi, Vi, V)
Cbcf (Pl,l,Y7P2,l,Y7 WiV, o, Wka) + -+ + Gybefy, (Pl,m,)’7p2,m,)’7 WiVi, .. WeVi)

=H +(1—-H)V
Cl + -+ Cm ( )
(Cibef, (Piiy, Poiys WiVi, oo, WiVi) + -+ + Gty (Prnys Panys WiVi, - WicVi)
= Hf —-Vi+V
Cit o +Cy

Based on this, the following wuniversal difference equation describes the
dynamics of each base state Y within the reified network; in cases of full reification
it has no state-specific parameters for network structure characteristics, only vari-
ables; therefore it is the same for all states Y-
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Y(t+4Ar) = Y(1)
+ [y (Hy (1), Cry(0), -, Coy (1), Priy (D), Poy (1) Prny (1), Pomy (1), Wi,y (1), - Wiy v (1), Xa(0), - - X(0), Y (1)) = Y (1)) At
=Y(1)

L ) Cry(Obefy (P y (1), Pa (1), W,y (DX (0), .. Wy y (0Xe(6)) + -+ + Couy (10068 (P (1), Py (1), W,y (DX (1), ., Wy (0Xe(0))
v Ciy()+ - +Cuy(0)

+ (1= Hy(r)Y(r) = Y(1)]At
=Y()
) Cyy(B)befy (Py iy (1), Poy (1), W,y (DX (), -« o, Wy (10X (1)) + -+ Cou ()6CE (P (1), Py (6), W,y (DX1 (1), ., Wy (6)X (1))
Y Ciy(t)+ - +Cpuy(1)
— Hy(1)Y(1)]At
=Y(1)
Cry(0)befy (P y (1), Pory (1), Wy, y (0X1(2), -, Wy v (0Xe(1)) + <+ + Cory ()b (P (1), Pamy (1), Wy, v (0X1 (1), -, Wiy (0 Xa (1))

+ Hy ()]
vl Cry(0)+ - +Cur(®)

—Y(1)]At
(17)

So, this universal difference equation is what defines the dynamics of the whole
base network within the reified network. Its differential equation variant is

ay(r)/de

n NC' y(0)bef | (Pyyy (), Poyy (). Wy (0X1(0). ... W, y (DX (1)) + -+ + Coy ()bt (P (1), Pouy (£), W, v (DX (1), . ... W, y (1) X (1)) Y()
=t ol Cir(t) + - +Cur(0) -

or by leaving out #:

dy/dr

" rCl.YbCfl (Pl.l,y,Pz.l.h Wy, vXi,.. <7WXk.YXA) + .-+ +C,,ybcf, (Pl.m.Y- Pyy, Wx vXi,. .., WXk,VXk)
T Ciy+ - +Cuy

~Y
(18)

By structure-preserving implementation based on the above universal difference
equation, the software environment as described in Chap. 9 has been developed. As
can be seen there in Boxes 9.3 and 9.4, the above universal difference equation just
occurs in Matlab format in that software environment. However, starting from the
above universal difference equation, a different path to implementation can be
followed as well. This will be discussed in next section.

10.5 The Criterion for a Stationary Point for the Universal
Difference Equation

Recall the criterion for a stationary point:

Criterion for stationary points and equilibria in temporal-causal network
models

A state Y in an adaptive temporal-causal network model has a stationary point at 7 if
and only if
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Ny = 0 or Cy((DX]"y([)X]([), .. ~7ka,Y(t)Xk(t)) = Y(l)

where X, ..., X; are the states with outgoing connections to Y.
An adaptive temporal-causal network model is in an equilibrium state at 7 if and
only if for all states the above criteria hold at 7.

Now suppose that some or all of the characteristics Ny, Oy, y, €y{..) are reified.
Then the above equation becomes the universal differential equation. What is the
criterion then? The format shown in (17) above can be rewritten into the format of
(18) above; when is the right hand side 0?

Cyybefy (Pr1y,Pyry, Wx, v X1, .. wWXbek) + -+ + C,ybef,, (Pl.m,h Pyy, Wx, vXi,. .., Wy, vy Xx
Hy| -
Ciy+ - +Cuy

Y]=0

This right hand side of this is O if and only if

Hy =0 or
Corybefi (Priy, Pory, Wy, v X1, - .., Wy v Xe) + -+ + Couybel (Prmy, Prmy, Wy v X1, - .., Wy, yXi)

=Y
Ciy+ - +Cuy

Now notice that the part

Ciybefi (Pryy, Poiy, Wy, vXis ..o, W v Xi) + -+ + Caybel (Prny Poy, Wy, v X1, ..., Wy, v Xi)
Ciy+ - +Cuy

is precisely e/ @x, v (1) Xi(2), ..., ox, y(¢) Xx(#)) in the old criterion above, so this
has exactly the same form as the old criterion. Therefore the above criterion also
can be used when some or all of the characteristics 1y, @, y(?), ¢y(..) are adaptive.

10.6 Deriving the Difference and Differential Equation
from the Role Matrices

In the role matrices all information is available to determine the difference or
differential equations. In Box 10.6 it is shown how that can be done. Here it is
assumed that the indicated matrix cell provides the static value from the matrix, or,
if not a static value, the indicated state name X, for the adaptive value.

Box 10.6 Derivation of the basic differential equation for the network’s
dynamics from the role matrices.

Substitute every characteristic by the reference to the cell in the role matrix
where this is indicated. So, for the combination function of X;, in Eq. (2) (use
the parameters m;; x; and m; x; as first two arguments of a basic combination
function):



242 10 On the Universal Combination Function ...

e for the combination function weight y; s, substitute mefw(j, )
e for the parameter m; x, or ;s x, substitute mefp(j, 1,7) resp. mefp(j, 2, i)

Then from (2) the following expression in terms of the role matrices results:

mefw(j, 1)bef; (mefp(j, 1, 1), mefp(j,2, 1), Vi, ..., Vi)
+ -+ +mcfw(j, m)bef, (mefp(j, 1,m), mefp(j,2,m), Vi, ..., Vi)

Vi, o, i) =
cr(Vi, - Vi) mefw(j, 1) + - - - +mcfw(j, m)

(19)

Suppose in the role base connectivity matrix mb the states specified in the
row for X; are the states X, ..., X;,; these also can be denoted by mb(j, 1),
.., mb(j, k). To get the basic differential equation in terms of the role
matrices, as a next step:

¢ in (3) substitute the single impact ®myp ;) x, mb(, i) for V;
o for connection weight ®myp ;) x, substitute mew(j, i)

Then the following is obtained:

mcfw(j, 1)bef; (mefp(j, 1, 1), mefp(j, 2, 1), mew(j, 1)mb(j, 1), . .., mew(j, k)mb(j, k))
+ -+ +mecfw(j, m)bef,,(mefp(j, 1, m), mefp(j, 2, m), mew(j, 1)mb(j.1), . .., mew(j, k)mb(j, k))
mefw(j, 1) + - - - +mefw(j, m)

cy(...) =

(20)
Now to get the differential equation, as a final step
o for the speed factor 1y, substitute ms(j, 1)
Then the differential equation expression becomes:
mefw(j, 1)bef; (mefp(j, 1, 1), mefp(j, 2, 1), mew(j, 1)mb(j, 1), . ., mew(j, k)mb(j, k))

-+ - +mefw(j, m)bef,, (mefp(j, 1, m), mefp(j, 2, m), mew(j, 1)mb(j.1), ..., mew(j, k)mb(j, k))
mefw(j, 1) + - - - +mefw(j, m)

dax;/dr = ms(j, 1) |~ _x

(1)

Note that for states often only one combination function is selected and has
nonzero weight. Then expression (21) in Box 10.6 simplifies to (e.g., for bef;(..)):

dX;/dt

= ms(j, 1)[bef;(mefp(j, 1, i), mefp(j, 2, i), mew(j, 1)mb(j, 1), ...,mew(j, k)mb(j, k)) — X;] (22)
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As a form of verification, this can be filled for state X, in the example Social
Network from Chap. 2, Box 2.2, s0j =2, and i = 1 as can be seen in mefw. It can
be found in mb that k = 9 for X,.

dXz/dI (23)
=ms(2, 1)[bef (mefp(2, 1, 1), mefp(2, 2, 1), mew(2, 1)mb(2, 1), ...,mew(2,9)mb(2,9)) — X;]

To get the idea, from the role matrices in Chap. 2, Box 2.2, all values can be found,
for example:

ms(2,1) =0.5
mefp(2,1,1) =1
mefp(2,2,1) = 1.
mew(2, l) 0.1
mb(2,1) =
etcetera

This leads to:

dXz/dl
= 0.5[bef;(1,1.55,0.1X;,0.25X3,0.15X4,0.2X5, 0.1X6, 0.1X7,0.25X5, 0.15X9, 0.25X9) — X»|

Finally, after also incorporating the combination function weights represented in
mcfw it provides:

dXQ/dt
= 0.5[eucl(1, 1.55,0.1X;,0.25X3,0.15X4,0.2X5,0.1Xs, 0.1X7,0.25Xg, 0.15X9,0.25X ) — X>]
0.1X; +0.25X3 + 0.15X4 + 0.2X5 + 0.1Xe + 0.1X7 + 0.25Xg 4+ 0.15X9 4+ 0.25X ¢ B

=05 1.55

2]

(25)

10.7 Compilation of the Universal Differential Equation
by Substitution

In the software as described in Chap. 9, the role matrices defining the model are
inspected at every simulation step. There is a second option for implementation by
separating this work from simulation time, in the form of compiling. Doing so, the
one universal difference equation as shown above is instantiated for each of the
states with the entries from the role matrices for that state, so it is replaced by
n specific difference equations with n the number of states. The resulting set of
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specific difference (or differential) equations can be run by any general purpose
software environment for differential equation simulation. As there are many quite
efficient software environments for this, for large-scale reified networks of thou-
sands or even millions of states such environments can be used for successful
simulation. This compilation process will be illustrated for the plasticity and
metaplasticity example network from Chap. 4 (see Fig. 4.3 and Box 4.1).

Suppose in role base connectivity matrix mb the states specified in the row for X;
are the states X;,, ..., X;,, which also can be denoted by mb(j, 1), ..., mb(j, k). So
consider again the universal differential equation

¥ bt (Paay Paay Mo Xy WXy ) + - + BRROEm Py Pomy R iy - Wt X))

Ci¥ + - + Gy

dX;/dt=Hy[

Here the parts that need substitution have been highlighted, and the role matrix
where the entries to be substituted can be found are indicated as follows:

Yellow Hy from role matrix ms for speed factors

Green (Gjy from role matrix mefw for combination function weights
Blue P;;y  fromrole matrix mefp for combination function parameters
Purple - from role matrix mcw for connection weights

Here it is assumed that the indicated matrix cell provides the static value from
the matrix, or, if not a static value, the indicated state name X; for the adaptive
value. For example, in the role matrices in Chap. 4, Box 4.1 it can be seen that X|,
X3, X6, X7, X3, Xo have the standard difference equation with values for the char-
acteristics. So for these states there are just constant values substituted in the
universal difference equation. In other cases, such as X, there are entries in role
matrices that are just names X; of states; in these cases just that name X; has to be
substituted. Note first the number m of combination functions has to be read from
the role matrices mefw, and per state Y, the number k of incoming base connections
from role matrix mb. For example, from Chap. 4, Box 4.1 it is seen in role matrix
mcfw that m = 3 and for state X, from the fourth row in role matrix mb that k = 2,
and the states with incoming connections (from mb) are X, and X;.

That makes the following format in particular for X,

dX,/dr
Cyx,bef1 (Prix,, Paix,, Wi x, X2, Wy, x,X3) + Cax,befa (Prax, . Paox,, Waox X2, Wi, x,X3) + Cax,bef3 (Prsx,, Paay, Wi, x, Xa, W, x,X3)
Cix, +Cox, +Cax,

= Hy,[ =X

So consider this state X, further. In role matrix c¢fw for connection function
weights it can be seen that the weights C;x, are values 0, 1 and 0, respectively.
Substituting these values makes the equation much simpler:

dX,/dr = Hy, [bef, (P, Paox,, Wiox, X2, Wy, x,X3) — Xa]
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In role matrix mew for connection weights it can be seen that state name X5 is
indicated for the connection from X,. So that name has to be substituted for Wy, y, .
The other weight has just constant value 1 in role matrix mew, so then 1 can be
substituted for Wy, x,. Then this is obtained with the remaining spots for further
substitution highlighted:

dX,/dr = Hy, [bef, (P x,, Paox,, XsX2, X3) — X4]

Also in role matrix mefp for the parameters for X, there is an adaptive one,
namely the second parameter or the second combination function indicates X7 as an
adaptive value, so this has to be substituted for P, x,; for P;, x, the value 5 is
indicated. These substitutions make

dX4/dt = H)(4 [bsz (5, X7,X5X5, X3)—X4]

The speed factor 0.5 from role matrix ms can be substituted, and the function
alogistic, -(..) can be substituted for bef(..):

dX4/d[ = O.S[alogistics,)ﬁ (X5X27 X’;) — X4] (26)
Similarly the following instantiated difference equations can be found

dX,/dt = 0.5 [alogistics y, (X1) — X, ]

(27)
dXs/dl = X3 [thbX9 (X27X4,X5) — Xs}

For these functions their detailed formulae can be substituted. For example, for

Hebbian learning

hebby, (Xz, Xy, X5) = X2X4(1 - XS) + XoX5
this makes it
dXS/dl = X3 [X2X4(1 — Xs) + XoX5 — X5] (28)

The equations for the other states do not involve adaptive characteristics, so then
just values found in the role matrices are substituted. See Box 10.6 for the complete
outcome of the compilation.

This illustrates how the universal differential equation can be compiled by replacing
it by a set of specific differential equations for each of the states that can be entered in a
general purpose differential equation solver. This may imply a gain in efficiency
during simulation, which may be beneficial when large scale reified networks are
simulated, for example, with thousands of states. The compilation process itself can be
time consuming if done by hand, but in future that could also be automated.
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Box 10.6 The result of complete compilation for the reified network for
plasticity and metaplasticity
dX,/dr =0
dX,/dr = 0.5 [alogistics’xﬁ(Xl) - X5]
dX3/dt =0.2 [alogisticio_z(Xz) = X3]
dX,/dt = 0.5 [alogistics y. (X5X5, X3) — X4]
dXS/dt S Xg [X2X4 (1 - X5) + X9X5 - X5]
ddel‘ =0.3 [alogistiC5,0_7(_O.4X2, _0.4X4, Xﬁ) - X6]
dX,/dr = 0.3 [alogistics o 7(-0.4X,, -0.4X4, X¢) — X7]
ng/dt =0.5 [alOgiStiCSEI(Xz, X4, -0.4 X5, Xg) - Xg]
ng/dt =0.1 [alOgiSticS’l(Xz, X4, X5, Xg) - Xg]

There is a generic way to write the compiled differential equations down in a
symbolic manner, in terms of the cell references in the role matrices as follows.
Substitute every reification state by the reference to the cell in the role matrix where
this is indicated. So, for the equation of X;:

for Hy, substitute ms(j, 1)

e for C;x, substitute mefw(j, i)

e for P;; x, or P;>x substitute mefp(j, 1,7) or mefp(j, 2, i)
e for Wy, x, substitute mew(j, i)

Then the following equation results

mefw(j, 1)bef; (mefp(j, 1, 1), mefp(j, 2, 1), mew(j, 1)mb(j, 1), ..., mew(j, k)mb(j, k))
-+« +mefw(j, m)bef,, (mefp(j, 1,m), mefp(j, 2, m), mew(j, 1)mb(j.1),.. ., mew(j,k)mb(j, k))

. +
dt = [
dX;/dr = ms(j, 1)[ mefw(j, 1)+ - - +mefw(j, m)

- Xl
(29)
When for states often only one combination function is selected and has nonzero
weight, (5) simplifies to (e.g., for bef;(..)):
dX;/dr = ms(j, 1) [bef;(mefp(j, 1, 1), mefp(j, 2, i), mew(j, 1)mb(j, 1), .. .., mew(j, k)mb(j, k)) — Xj]
(30)
Here, to evaluate this expression, the references in the cells of the role matrices are

interpreted as strings; so, for example, if in that cell it is written X4, then that is
substituted in the above expression to get the resulting differential equation.
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10.8 Discussion

In this chapter a more in depth analysis was presented for the universal differential
or difference equation that is an important basis for reified temporal-causal net-
works. It was shown how this equation can be derived and it was illustrated by
some examples. Due to the existence of this specific universal difference or dif-
ferential equation, it can be guaranteed that any reification of a temporal-causal
network is itself also a temporal-causal network: the class of temporal-causal net-
works is closed under reification. That means that dedicated modeling and analysis
methods for temporal-causal networks can also be applied to reified temporal-causal
networks. In particular, reification can be done iteratively so that multilevel reified
network models are obtained that are very useful to model multiple orders of
adaptation. In addition, the fact that the universal difference or differential equation
is the same for all states, and has not a number of instantiations for different states,
makes that it indeed is universal. This supports structure preserving implementation
where the core of the program code for the computational reified temporal-causal
network engine has the same simple universal structure expressed in only a few
lines of code, as can be seen in Chap. 9, Sect. 9.4.3, Box 9.4.
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