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Abstract

The specification of a decoder, i.e., a program that translates sentences from one natural
language into another, is an intricate process, driven by the application and lacking
a canonical methodology. The practical nature of decoder development inhibits the
transfer of knowledge between theory and application, which is unfortunate because
many contemporary decoders are in fact related to formal-language theory. This thesis
proposes an algebraic framework where a decoder is specified by an expression built
from a fixed set of operations. As yet, this framework accommodates contemporary
syntax-based decoders, it spans two levels of abstraction, and, primarily, it encourages
mutual stimulation between the theory of weighted tree automata and the application.
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1 Introduction

In statistical machine translation, a decoder is a mapping that is used to automatically
translate sentences from one natural language into another. It goes without saying that
such a mapping is typically very intricate. Therefore it is commonly specified on dif-
ferent levels of abstraction, which range from prose to equations to computer programs
with hundreds of thousands of lines (see Fig. 1.1). Decoder development is mainly
driven by the application, and the viability of a decoder has to be evaluated on real-
world data. As a result, advances are usually due to practitioners; ad-hoc methods
abound; and experience trumps codified knowledge, which presents a significant entry
threshold for novices. In the absence of a canonical methodology, the refinement pro-
cess, i.e., going from one level of abstraction to the next one, is particularly involved;
intermediate levels are routinely being neglected; and the relationship between speci-
fications on adjacent levels is informal at best. In the end, the intricate and practical
nature of decoder development inhibits the transfer of knowledge between theory and
application. This situation is unfortunate because many contemporary decoders are in
fact related to formal-language theory.

Any effort to provide a method to mitigate this situation should pursue the long-term
objectives shown in Tab. 1.1 (left column). This thesis seeks to take a first step towards
such a method, with a high priority on Objective (d). To this end, this thesis proposes an
algebraic framework where a decoder is specified by an expression built from a fixed
set of operations. In the present form, the framework achieves the objectives to the
degree shown in Tab. 1.1 (right column). These achievements rest on the three main
contributions of this thesis, which comprise

1. the input product and the output product of a weighted synchronous context-free
tree grammar and a weighted tree automaton (Ch. 3),

2. generic binarization of weighted grammars (Ch. 4), and
3. determinization of weighted tree automata using factorizations (Ch. 5).

We! proceed as follows. In the subsequent sections, we first review current ap-
proaches to decoder specification. Second, we introduce a preliminary version of the

!'Throughout this work, “we” refers to the group of people consisting of the author and the reader.
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|
| idea i
| |
N abstract
-~ _| specification
formalizes T effective
D specification
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S~ specification
approximates r computer
S~ ] program
implements

Figure 1.1: Decoder specifications on different levels of abstraction.

long-term objective:
any method should . ..

achievement:
the present framework . ..

(a)

(b)

(c)

(d)

(e)

be versatile enough to accommodate
the state of the art

facilitate the refinement process (the
cascade in Fig. 1.1)

include formal relationships between
adjacent levels of abstraction

encourage mutual stimulation
between theory and application

be easy to learn and to maintain

accommodates contemporary
syntax-based decoders

permits refining each operation in
isolation; as yet it only treats the
“abstract” and the “effective” level

guarantees equivalence between the
two levels

is an interface to theory involving
weighted tree automata and related
devices; it asks for both exploiting
and developing said theory

is difficult, because it incorporates
many advanced concepts

Table 1.1: Long-term objectives vs. achievements.



1.1 Decoder specification

proposed framework. Third, we review the three main contributions. We conclude this
chapter with a brief overview of related work. In Ch. 2, we recall basic notions from
formal-language theory and algebra, and we introduce the notation that we will use in
the remaining chapters. Chapters 3—5 are dedicated to the three main contributions of
this thesis. These chapters rely on Ch. 2, but are otherwise self-contained. Finally,
Ch. 6 concludes this thesis; in particular, we revisit the achievements from Tab. 1.1, we
consider the full version of the framework, and we discuss potential improvements of
the proposed framework as well as open problems.

1.1 Decoder specification

The aim of machine translation is to use computers to automatically translate texts
from one natural language to another, for example from French into English. Follow-
ing a tradition established in [21], we will use this language pair as a proxy for any
given language pair. In statistical machine translation (SMT), translation rules are in-
ferred automatically from a large body of existing translations, called a parallel corpus.
Parallel corpora are readily available for many language pairs; e.g., the proceedings of
the European parliament constitute several parallel corpora [109].
In the context of SMT, a decoder is a mapping

D: Q — EF,

where (2 is a set called parameter space, E is the set of all English sentences, F' is the
set of all French sentences, and E" denotes the set of all mappings from F to E. The
problem of computing D(w)( f) for given w and f is called decoding.

The process of devising a decoder is called modelling. In order to translate with
a decoder, one first needs to fix a “good” element w of €2, given a parallel corpus
¢ € (E x F)*. This process is called training. Some training methods are guided
by fundamental principles, others by heuristics and intuition. Ultimately, whether w is
indeed good is up to empirical evaluation; for this, we apply D(w) to previously unseen
sentences, and we evaluate the resulting translations, either manually or automatically
by comparing them with reference translations.

An introduction into SMT is given in [106, 122, 110, 173]; here we focus on how
to build a decoder. Ideally, we follow a “refinement cascade”, thereby specifying two
decoders Dy and D. This cascade consists of five specifications (cf. Fig. 1.1):

1. the idea, i.e., a description in prose based on examples;

2. the abstract specification, i.e., a mathematical description of a decoder Dy that is
not necessarily constructive;
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3. the effective specification, i.e., a constructive mathematical description of Dy that
is not concerned with time and space limitations;

4. the efficient specification, i.e., a mathematical description of a decoder ID that is
efficient and approximates Dy;

5. the computer program that implements .

In reality, (3) is usually omitted, and (4) is often fragmentary and presented in an oper-
ational style. Then (5) becomes the definitive specification of D.

It is safe to say that (1) and (2) are well suited for a casual conversation and for
formal reasoning, respectively. Since the empirical evaluation is based on (5), the ques-
tion arises whether it permits any conclusions concerning the viability of (1) and (2);
otherwise the conversation and the reasoning could be considered futile. Fortunately,
for certain cases Dy and ID coincide on real-world data [36]. In other cases, we assume
that the transition from Dy to D introduces more “unhappy accidents” than “happy ac-
cidents”, i.e., on average [ is better than D. Again, in certain cases, this assumption
is backed by empirical evidence [39, Sec. 6.2] [164, Sec. 7].

1.2 Hierarchical phrases

Let us now illustrate the conventional specification of a decoder by means of a con-
temporary example, namely Hiero [38, 42, 39]. We begin with the underlying idea:
hierarchical phrases. In order to translate an input sentence such as

“die katze lie er frei” (German for “he freed the cat”)

into English, we first segment it into phrases, and these phrases into subphrases, and so
on. If we indicate (sub)phrases by square brackets, then we may obtain

[[die katze] lieB [er] frei] ,

where the whole sentence is a phrase that contains two subphrases. Second, we translate
individual subphrases:

die katze ~~ the cat , er ~ he , 1 lieB o frei ~~ a9 freed 1 . (L.1)
Finally, we produce an English translation by composing the English subphrases to

“he freed the cat” .
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p1: S — a1 (NP) = (1 lieB er frei, he freed z;)

po: S — ay(PPER) = (die katze lieB x; frei, z; let the cat out)
p3: S — a3(PPER, NP) = (x1 lieB z frei, x; freed x2)

P4 S — ay(PPER, NP) 4 = (x2 lieB ;1 frei, z; freed xq)

ps: PPER — as = (er, he)

P6: NP — ag ag = (die katze, the cat)

Figure 1.2: An SCFG for German-English SMT; the initial state is S.

We will see that the segmentation into subphrases as well as their translation can be
captured by a finite set of rules that resemble (1.1).
It is possible that other segmentations and other translations are also valid, such as

[die katze lief3 [er] frei] and die katze lie3 x1 frei ~» x1 let the cat out ,
respectively. In this example, we obtain a different translation, namely
“he let the cat out” ,

but this need not be the case. At any rate, we want to output a single translation. There-
fore we assign a real number, called score, to each way of segmenting and translating.
Then we can either choose the way with the highest score and output the corresponding
translation; or we can aggregate the scores of all ways that lead to the same translation
and output the translation with highest aggregate score.

This concludes our account of the idea behind Hiero, and we proceed to the abstract
specification. For this, we first formalize the aforementioned rules by means of syn-
chronous context-free grammars (SCFGs). This formalism first appeared in [119] by
the name of syntax-directed transduction, and its viability for SMT was first shown via
Hiero.

Let X be an alphabet. An SCFG G over ¥ is a triple (Q, R, qo) where @ is a finite
set (of states), qy € @ is called initial state, and R is a finite set of rules of the form

q — (wy,wa)(q1, ..., qx) »

where ¢, q1,...,qr € @ and w; is a string over X and the variables 1, ...,z such
that z; occurs exactly once for every j € {1,...,k}. We call k the rank of the
rule. For our example, we might use the SCFG G shown in Fig. 1.2, where ¥ =
{lieB, er, frei, he, freed, . . . }.

Technically, we do not distinguish between ¥*, F, and F'; the latter two are merely
more mnemonic. An SCFG G over X represents a set of pairs of strings in 2* by means
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of two concepts: abstract syntax trees (ASTs) and center trees. Intuitively, an AST
encodes a derivation of the grammar, and a center tree encodes the information about
the derived string pair. The corresponding French and English strings are extracted
from a center tree via mappings h; and hs, respectively.

Let us now make these concepts more precise. For this, let I' be an alphabet. We
denote the set of all trees over I by Tt; it is the smallest set 7" C (I'U{(, ) }U{, })* such
that y(t1,...,tx) € T forevery k € N, v € T, and ¢y, ...,t; € T. For every state ¢
we define the set DY(G) of q-ASTs of G as follows. The family (D4(G) | g € Q) is the
smallest family (D? | ¢ € Q) with DY = {p(dy1,...,dx) | p € R, 3q1,...,qx,x: p =
(¢ = alqi,---,qr)),dj € DU}, Let I' be the set of all (wq,ws) that occur in R,
and let 7p: Tr — Tr be the mapping that replaces each label ¢ — a(qy, ..., qx) by
a. Then a center tree is a tree over I that is obtained from an element of D% (G) by
applying 7. In our example, p4(ps, pg) is an S-AST and ay(as, ag) is a center tree.

We define hy, ho: 1T — ¥* recursively by letting h; ((w1, w2) (1, ..., tx)) be the
string obtained from w; by replacing every occurrence of x; by h;(t;). For instance,

hi(ayg(as, ag)) = hi(ag) lieB hq(as) frei = die katze lieB er frei = hq(aq(ag)) ,
]’LQ(O[4(O£5, C)é6)) = hg(()ég)) freed hg(aﬁ) = he freed the cat = hg(al(a(g)) .

Let f € ¥*. Then the informal process of segmenting f into phrases corresponds to
finding a center tree ¢ such that hy(t) = f, and the informal process of translating the
subphrases corresponds to computing ha(t). As stated above, there may be several cen-
ter trees ¢ with h1(t) = f, and we intend to use scores in order to choose a translation.
Now we turn to the formalization of these scores.

To this end, we consider an approach that is almost universally applied, namely linear
models [152, 173]. Here we assign to each tree over R a linear combination of feature
values for this tree. A feature is a mapping ¢: T — R, where R = R U {—o00, c0}. It
is up to the engineer to devise suitable features. For the sake of simplicity, we focus on
three of Hiero’s seven features:

e We assume that we have a probability assignment for G, i.e., a mapping p1: R —
[0,1]; we extend p to T and we define the feature ¢,, by letting

u(p(dy, ... dg)) = p(dr) - p(di) - p(p) . du(d) =logu(d),
where we assume that log 0 = —oc.

e Likewise, we assume that we have a probability distribution Py on F, called a
language model; and we define the feature ¢p\ by

¢Lm(d) = log Pim(ha(mr(d))) -
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e We also count the number of words in the English string, i.e., we let
¢ (d) = [ho(mr(d))] -

The first and the second feature can be regarded as scoring the faithfulness and the
fluency of the translation, respectively [99, Sec. 25.3]. For Hiero, Fu is an n-gram
model. It is beyond the scope of this text to explain how such a language model is
obtained (for details, see [99, Ch. 4]); suffice it to say that it can be simulated by a
deterministic weighted string automaton [4, Sec. 4].

We note that a sequence ¢1,. .., ¢,, of features uniquely determines a mapping
®: Tr — R™ by

¢1(d)
o(d) = : ;

b (d)

and vice versa. We call ® a representation mapping (of dimension m).

Let # € R™, which we call the feature weight vector. This vector contains the
coefficients for our linear combination. Let d € Tx. Then the score of d is ®(d) - 6,
where - is the operation known variably as the dot product, scalar product, or inner
product, ie., ®(d) -0 =3, 1, 5(d) - 0;.

Finally, we arrive at the following abstract specification of Hiero:

Q= {(G,u,0) | Gis an SCFG, . is a probability assignment for G, 8 € R3} ,
Do: Q@ — EY, Do(G, p1,6):
f = ha(mr (argmax e pao (G): by (e (d))=f Pau(d) - 60))

where @ , is the representation mapping consisting of ¢, ¢pLm, and ¢4 ; and argmax
is defined as follows. For every set X, we let argmaxy : R¥ — X be a partial map-
ping such that argmax y (f) is a member of {2’ | Vz: f(2’) > f(x)} if that set is
nonempty, and argmax x (f) is undefined otherwise. Instead of argmax y (f), we write
argmax,cx f(z), and we usually silently assume that it is defined. Note that argmax y
is not uniquely determined; we stipulate that the above “let” fixed exactly the mapping
that the (fictitious, potential) implementation of choice provides.

The structure of the parameter space 2 is in part motivated by the training method
that is used with Hiero. For the sake of completeness, let us briefly sketch this method.
Recall that training amounts to determining a specific triple (G, p, 0) € €2, given a par-
allel corpus ¢ € (E x F')*. First, we split ¢ into two parts ¢; and c¢3. Second, we perform
rule extraction, i.e., we use a simple heuristic based on automatically induced word
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alignments [151] to determine GG and p from c;; for details, see [39, Secs. 3.2 and 4.3].
Finally, we determine the vector . To this end, let co = (e1, f1),..., (e, fi). Simply
put, we select

0= argmingcps Zj: 1<5<l L(Do(G, 1, 0)(f5),€5) » (1.2)

where L: £/ x E' — R is a mapping, called a loss function, and L(e}, ;) is our loss
when f; is translated to e;- instead of the reference translation e;. A typical loss function
employed for Hiero is based on the BLEU score [153]. When this loss function is used,
then (1.2) is called minimum error-rate training (MERT) [150]. Other loss functions
are also common; for details see [84].

This concludes our account of the abstract specification. For the sake of brevity, we
only summarize the effective specification. By means of a weighted deductive parsing
system [89], Fig. 8 of [39] provides a weighted hypergraph that finitely encodes the
mapping that maps each AST in {d | d € D®(G), hi(nr(d)) = f} to its score. In
principle, the highest-scoring AST can now be found by solving a shortest-path problem
on the hypergraph. For this we may use standard algorithms such as Knuth’s algorithm
[108, 142] and the like [94, 28].

As indicated in [39, Sec. 6.2], the decoder Dy is not practical, for decoding a sen-
tence with D takes too much time. The efficient specification therefore describes a
decoder D that differs from Dy in two respects: (a) the parameter space is restricted to a
certain subclass of SCFGs, and (b) the search for the highest-scoring AST is performed
approximately. The algorithm that performs this approximate search is a variant of
the aforementioned shortest-path algorithms, and it is dubbed cube pruning. Like said
algorithms, cube pruning explores the weighted hypergraph, but it enforces a (user-
defined) limit concerning the number of visited nodes [39, Sec. 5.3.4]. Recently, an
exact alternative to cube pruning has been described [164].

In more recent years, variants of Hiero have been investigated [13, 121] that do not
choose the highest-scoring AST, but the best translation, as follows:

Dy: Q — EF, DY(G, p,0):
[ argmax.cp EdquO(G): hi(mr(d))=f,he(7r(d))=e exp(Pgu(d) - 0)

where exp is the natural exponential function, i.e., exp(z) = e*, and we assume that
exp(—o0) = 0.

Decoding with }D)g is known to be NP hard [121, 172, 35]. Therefore, the efficient
specification describes a different decoder that approximates Df,. The decoder of [13,
Sec. 3.3] uses a method that might be dubbed beam search. Like cube pruning, it
explores a hyphergraph — albeit a slightly different one — with a limited-memory re-
striction. In contrast, the decoder of [121] uses a technique called variational decod-
ing. Here we use the same hypergraph as for cube pruning, and we compute the inside
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PN
NP VP

7\
NP~ VVFIN PPER PTKVZ \ RN
7/ \ \ | \ PRP VBD NP
ART NN lieB er frei \ \ / N\

| | he freed DT NN
die katze | \
the cat

Figure 1.3: Constituent trees.

weight and outside weight of each node [121, 8, 118, 157]. Using these weights, we
determine an n-gram language model that is “as close as possible” to the mapping

€ % e Di0 (@) by (rp(d))=foha (rp (d)) e EXD(PG () - 0)

where Z is the normalization constant 3 ;c pao () hy (rp(d))=f €XP(®,u(d) - 6). Since
the n-gram language model is basically a particular deterministic weighted string au-
tomaton, the highest-weighted string can be found easily using standard shortest-path
algorithms such as Dijkstra’s algorithm [55, 70]. We note that variational decoding is
very similar in spirit to [143].

At this point, it should be evident that we cover substantial distances when we re-
fine a conventional specification, going from an “argmax formula” on the one end to
various algorithms that work on a weighted hypergraph on the other end. This kind of
refinement requires a great deal of mental labor, and it is hard to see how the two ends
are related.

1.3 Explicit syntax

In recent years, decoders have been investigated that go beyond hierarchical phrases by
considering explicit syntax information in the form of constituent trees, such as those
in Fig. 1.3. These decoders are based on formalisms similar to SCFGs, such as

e tree-to-string transducer (yXTT) [79, 96, 90],
e synchronous tree-substitution grammar (STSG) [62],
e synchronous tree-sequence-substitution grammar [183, 130],

e synchronous tree-adjoining grammar (STAG) [171, 1],
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e synchronous tree-insertion grammar (STIG) [167, 148, 149, 147, 51, 50],
e extended multi-bottom-up tree transducer (MBOT) [20, 65].

While yXTTs employ explicit syntax information on the source or target side only,
the other formalisms do so on both sides. For the rule extraction of these formalisms,
we use a parallel corpus that contains constituent trees instead of sentences. There are
two principal advantages of explicit syntax information:

e Rule extraction is linguistically more informed due to the constituent trees in the
training data [79, 40].

e We can use the constituent trees generated by the grammar to define more so-
phisticated features [41].

Let us elucidate the syntax-based approach by means of an example decoder that is
based on STSGs. If we replace a1, ..., ag in Fig. 1.2 by the values given in Fig. 1.4,
then we obtain an STSG. The rules now have the form ¢ — (t1,t2)(qu1, .. ., qx), where
t; is a tree over ¥ U {x1,..., 2k}, and each variable occurs exactly once in ¢;. The
notions of a probability assignment, an AST, and a center tree carry over to this new
setting. We define the mappings h1, ho: IT — T as for SCFGs, only that we perform
the variable replacement in a tree instead of a string. For instance, if we denote the trees
of Fig. 1.3 by ¢; (left tree) and to (right tree), then

hi(a4(a5,a6)) = tl' = hi(al(ag)) .

Moreover, we define the yield mapping yd: Ty, — X* as follows. Lett € Ty, t =
o(ti,...,tg). If & = 0, then yd(¢t) = o. Otherwise, yd(t) = yd(t1)---yd(tg).
Continuing the example, we have that

yd(t1) = die katze lieB er frei , yd(t2) = he freed the cat .

One feature that capitalizes on syntax information is the following, we call the pars-
ing feature. We assume that we have the conditional probability P(t | f) for every
constituent tree ¢ and foreign sentence f with yd(¢) = f. It is outside the scope of
this text to explain how these probabilities are determined; this task is the subject of
statistical natural-language parsing [99, Ch. 14]. Suffice it to say that said probabili-
ties are usually represented finitely using formalisms akin to probabilistic context-free
grammars; for more details, see [155, 156, 47, 12, 37]. Then the parsing feature is

¢p(d) = log P(h1(nr(d)) | yd(ha(wr(d)))) -

10
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Figure 1.4: Tree pairs for an STSG.
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This feature and variants thereof have been used successfully in [96, 137, 93].
Now we can define our example decoder as follows. We let

Q= {(G,p,0) | Gis an STSG, 11 is a probability assignment for G, 0 € R®} ,
Dy: Q — EY, Do(G, 1, 6):
f = yd(ha(nr (argmaxge pao(cy: yd(h (e (@))=f Peu(d) - 0)))

where @, is the representation mapping that consists of the three features ¢, ¢rm
(adapted to the STSG case via yd), and ¢p.

1.4 The algebraic framework, preliminary version

The algebraic framework is essentially a collection of operations, and it allows us to
define D(w)(f) as an expression over these operations, w, and f. In order to keep the
exposition simple, we only consider a preliminary version of the framework; the full
version follows in Sec. 6.1. As a foundation, we utilize the notions of a weighted string
language, a weighted tree language, and a weighted tree transformation [61, 57]. For
the weight domain, we utilize the concept of a commutative semiring [91, 87].

A (commutative) semiring S is an algebraic structure consisting of a set S, called
domain, two binary operations + and - on S, called addition and multiplication, re-
spectively, and neutral elements 0, 1 € .S for addition and multiplication, respectively.
Furthermore, there are certain requirements that the operations be “well behaved”; for
the purposes of this introduction, however, it is sufficient to imagine a commutative
semiring as “a field without subtraction and division”. For instance, the nonnegative
reals RZ9, extended by oo, with conventional addition and multiplication constitute the
semiring Real. Another example is the arctic semiring Arct, where the domain is R,
the operations are maximum for addition and (conventional) addition for multiplication,
and the neutral elements are —oo and 0, respectively. A semiring is complete if, roughly
speaking, infinite sums are defined. The two aforementioned semirings are complete.
For a formal definition of semirings and complete semirings, see Sec. 2.3.2.

Let S be a commutative semiring and 3 an alphabet. A weighted string language ¢
over Y. and S is a mapping p: X* — S, a weighted tree language p over 3. and S is a
mapping ¢: Ty, — S, and a weighted tree transformation T over ¥ and S is a mapping
7: Ty x Ty, — S. We abbreviate the corresponding sets as follows:

K=5", L£L=25", T = §TsxTs

We define the string injection 1., the language yield Yd, the inverse language yield
Yd ™!, the Hadamard product ®, the input product <1, the output product t, the output

12
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1.: Y% =K, (1.w)(w") = if w = w' then 1 else 0
Yd: L= K, Yd(p)(w) = 2. yagy=w £(t) (+)
Yd K = L, Yd™ (@)(t) = @(yd(1)) ,
O:LXL—L, (1 © p2)(t) = p1(t) - pa(t) ,
GLXT =T, (p<a1)(s,t) = p(s) - 7(s,t),
>:T XL—>T, (T>p)(s,t) =7(s,t) - (1),
mo: T = L, mo(T)(t) = > 7(s,t) )
best: ST — T, best(y) = argmax;c; ¢(i) . €9}

restrictions: (x) S complete or {t | yd(t) = w, p(t) # 0} finite
(t) S complete or {s | 7(s,t) # 0} finite
(1) Iset,S € {Real, Arct}

Figure 1.5: Operations of the algebraic framework.

projection o, and the best-index operation best as shown in Fig. 1.5. These operations
constitute the preliminary version of the algebraic framework.

In order to illustrate the framework, we devise an alternative specification of Dy of
Sec. 1.3. For this, let S = Arct, G an STSG, 1 a probability assignment for G, § € R3,
and 0 = (01,02, 03). We claim that

Do(G, 1, 0)(f) = best(Yd(m (YA (L.f) @ pp) <7 > Yd  (prm)))) . (1.3)
where 7 € T, orm € K, and pp € L with

(1, t2) = max{f; - log u(d) | d € DO(G), hi(nr(d)) = t;} ,
wrm(e) = 62 - log Pom(e)
@p(t) = 03 -log P(t | yd(t)) .

In order to prove the claim, we derive

Do(G, 1, 0)(f)
= yd(ha(mr (argmax se pao (@) ya(h (rr(d))=7
01 - ¢u(d) + 02 - prm(d) + 03 - Pp(d))))
= argmax,,cy+ MAX4eTy,; yd(t)—w MAXse Ty« yd(s)=f

MaX e Dao (G): hy (rp(d))=s,ha (rr(d))=t 01 - @p(d) + 02 - drai(d) + 03 - Pp(d)

13
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= argmax, ey MaAXeTy: yd(t)=w MaXse Ty : yd(s)=f
ep(s) +7(s,t) + pLm(yd(t))

= argmax,,cy+ MaXse Ty : yd(t)=w MaXseTy
(L.f)(yd(s)) + ¢p(s) + 7(s, 1) + eLm(yd(t))

= best(Yd(m (YA (1.f) ® pp) <7 > Yd H(prm))))-

Note that, although we continue to use 1. to denote the string injection, the semiring 1
and the semiring 0 in our case are 0 and —oo, respectively.

In the following, we unveil that the preliminary framework already exhibits the
achievements from Tab. 1.1. As for (a), we already managed to specify a state-of-the-
art decoder, apart from the limited repertory of features. As for (b)—(e), we proceed as
follows. We will define subclasses of K, £, and 7 that correspond to certain formalisms
such as weighted string automaton (WSA, [165, 11, 115, 166]), weighted tree automa-
ton (WTA, cf. Sec. 2.4), or weighted context-free grammar (WCFG, [89, 46, 154]); in
particular, we will define the notion of a weighted STSG (WSTSG, [74, 129]). Then
we will gather established results about settings in which the aforementioned subclasses
are effectively closed under the operations in Fig. 1.5. Finally, we will argue that the
objects 7, prm, and @p each belong to one of the new subclasses. At that point, it
will become clear that (1.3) is already effective as it is (cf. (b), (¢)), that we exploit the
theory a great deal (cf. (d)), and that many concepts are involved (cf. (e)).

A WSTSG G over ¥ and S is a quadruple (Q, R, i, qo) where (Q, R, qo) is an STSG
over ¥ and p: R — S is called weight assignment. The objects DY(G), I', mp, and
h1 and hy are defined as for (@, R, o). We define the mapping (.),,: Tp — S induc-
tively by letting (p(d1,...,dg))y = (di)y - (di)u - 11(p). Finally, the meaning [G]
of G is the weighted tree transformation with

[GI(t1, t2) = > acpoo(): namr ()=t (Du -

For this definition to be sound, we require one of two conditions: (i) S is complete
or (ii) the index set of sum is finite for every (¢1, t2). We can satisfy Condition (ii) by
requiring that G be productive (cf. [74]), i.e., forevery (t1,t2) € I', we have t1, to # ;.
This is a common requirement (cf. [39, Sec. 3.2]). We note that a WSTSG is a particular
WTA with an alternative meaning assigned to it.

We define the following classes:

Kree = {¢ | ¢ € K, ¢ is the meaning of some WSA} ,

Kcr = {¢ | ¢ € K, ¢ is the meaning of some WCFG} ,

Lrec = {¢ | ¢ € L, pis the meaning of some WTA} ,
Tstsg = {7 | 7 € T, 7 is the meaning of some WSTSG} .

14



1.4 The algebraic framework, preliminary version

operation closure/restrictions publications complexity
1. 3* = KRece [11, 168] O(n)
Yd ERec — ICC]: [176, 71] O(T)
Yd™' Kree = LRec [132] o(p*)
© LRec X LRec — LRec [15, Cor. 3.9] O(Tl . TQ)
< Lrec X Tstsc — TstsG [128] O(ry - pi?)
> TstsG X Lrec — TsTSG [128] O(r1 - p§")
) TstsG = LRec [75] O(r)
best Kcr — X%, (1) [108, 94, 28] O(r - logp)
best LRec — Tx, (1) [108, 94, 28] O(r - logp)
best Tstsg — Tx x Tx, (1) [108, 94, 28] O(r - logp)
best KRec — X%, (1) [134,94], (Thm. 5.5.3) (?)
best LRec — Ty, (1) [134,94], (Thm. 5.5.3) (?)
Yd ECF — ICMac [71] O(’l“)
< Lrec X Tscrrc — TscFTG (Thm. 3.3.3) O(ra - pP ™)
> Tscrr % Lrec = TscFTG (Thm. 3.3.3) O(ry - p5t*n)
o Tscrrc — Lcr (conjecture) O(r)
best KMac — X%, (1) (conjecture) O(r - logp)
< Lrec X TstsG — Tstsgs (*)  (Thm. 4.5.10, Sec. 4.6.5)  O(rs - p3)
> TstsG X Lrec — TstsGs (*)  (Thm. 4.5.10, Sec. 4.6.5)  O(ry - p3)
legend: n ... length of the string
p...number of states
r ... number of transitions/rules
k ... maximal rank of a transition/rule
c... grammar-dependent constant

index 1, 2: first or second argument
() § = Arct and

either CFG/WTA acyclic [94] or weights negative [108]
() S = Real and WTA unambiguous or acyclic [134, 94]
(*) WSTSG rule-by-rule binarizable

Table 1.2: Computability of operations, with worst-case complexity.
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The first section of Tab. 1.2 lists the closure results for our operations. Be advised
that each entry corresponds to an algorithm; for instance, as implied by the table, [15]
presents an algorithm that expects WTA M; and Ms and outputs a WTA M with
[M] = [M1] ® [Mz]. We note that constructing a WSA for 1. f is straightforward, but
it is beyond the scope of this text. Suffice it to say that, in the terminology of rational
series [11, 165], 1. f is a polynomial; hence, it is rational and, thus, recognizable [168],
which is tantamount to 1.f € Krec.. Furthermore, we note that the second conjunct
in (1) guarantees that a best element exists. Technically, this condition should be incor-
porated into our subclasses Kcg and Lgec, or additional classes should be introduced,
but we refrain from these complications. In practice, where unbounded translations are
not in demand, it is often acceptable to simply make the CFG or the WTA in question
acyclic, e.g., by removing transitions or “intersecting” it with a finite language.

We argue that (i) 7 € Tstsg, (i) oM € KRece, and (iii) @p € Lgrec. For (i), let G’
be the WSTSG over ¥ and Arct that is obtained from the STSG G by using the weight
assignment g’ with i/(p) = 61 - log u(p). Then it is easy to verify that [G'] = 7.
For (ii) and (iii), we use that any n-gram model can be equivalently represented by a
deterministic WSA M over Real [4, Sec. 4], and like [137, 93] we assume that the
parsing probabilities are represented by a PCFG, which can be viewed as a bottom-
up deterministic WTA M’ over Real. Since deterministic devices do not employ the
addition of the semiring, we can transfer them to the arctic semiring by applying log to
each transition weight. (We will treat this construction more thoroughly in Sec. 6.1.)
We transform the resulting WSA and WTA into a WSA for ¢p v and a WTA for ¢p by
multiplying each transition weight by 65 and 63, respectively.

At this point, we can evaluate the expression on the right-hand side of (1.3) by com-
posing the algorithms referred to in the table and applying the composite algorithm to
the objects that we constructed for (i)—(iii). Put differently, (1.3) is effective.

So far, we only employed the framework to rephrase the definition of an existing
decoder. Correspondingly, we had to prove (1.3). Now it is time to use the framework
according to its purpose — to specify a decoder. We let S = Arct, and we define

D1 : Tsts X Kree X Lree = EF, Di(7, 0, ¢'):
fre best(Yd(ﬂg((Yd_l(l.f) o¢)aT> Yd_l(w)))) . (1.4)

Since we defined I; “from scratch”, we were able to define D (7, p, ¢’)(f) by an
expression over the operations and 7, ¢, ¢’, and f. Cosmetic details aside, D; and Dy
are very similar; the principal difference is the absence of a feature weight vector in Dy .
Technically, we might assume that the feature weights are already present in 7, ¢,
and ¢’. However, the training procedure usually determines the feature weight vector
in a dedicated step, and it is at least debatable whether the training procedure should be
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Figure 1.6: Applying second-order substitution.

burdened with the task of incorporating the feature weight vector into 7, o, and ¢’. The
bottom line is that D; lacks feature weights.

We end this section by discussing what differentiates the preliminary version of al-
gebraic framework from the full version of Sec. 6.1. In the preliminary version, all
operations act on the same semiring, and best basically forces us to choose Arct. Re-
call that our construction of G’ was somewhat monolithic, as it already incorporated 6 .
This begs the question whether we have to provide a similar construction every time we
modify (1.3), and the answer is probably yes. In the definition of 7, we apply the log
and the multiplication with 61 on the level of individual ASTs, and this level is not ex-
posed to the meaning of an WSTSG over the arctic semiring; it is “blurred” by the max.
More precisely, since multiplication does not distribute over max (consider §; < 0), we
cannot “pull” this multiplication “out” of the max, where it would be exposed. In other
words, it is not possible to describe the integration of #; as an operation on 7. This is
the reason why ID; does not include feature weights. The full version of the framework
permits “switching” the semiring via semiring homomorphisms. Then, using the mul-
tiset semiring, we are able to describe, i.a., the integration of #; as an operation on 7.
On the whole, this relieves us of the burden of constructing grammars, as in (i)—(iii).

1.5 Main contributions

1.5.1 Input product and output product of a weighted synchronous
context-free tree grammar and a weighted tree automaton

So far, we have dealt with decoders based on SCFGs or on STSGs. Recently it has been
suggested that SCFGs, STSGs, and yXTTs are not well suited to capture all phenomena
that we encounter in real-world parallel corpora, and that STIGs and STAGs, among
others, are better suited in that respect [170, 101, 83, 100].

17
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These two formalisms are more powerful than the former three because they include
an operation called second-order substitution. Roughly speaking, second-order substi-
tution allows us to replace an occurrence of a variable x that has k successors, where
k > 0 is permitted. The tree that we plug in for x usually contains the variables
Y1,---, Yk, and y; is replaced by the jth successor of the occurrence of x. Figure 1.6
shows an example where we replace z3; for a formal definition, see Sec. 2.2.2.

While STIGs do permit second-order substitution, they do so only in a limited fash-
ion. In fact, they are weakly equivalent to yXTTs, which means that they have the same
power for describing pairs of strings. To the author’s knowledge, there are two decoders
based on STIGs — [147] and [50] —, and they are fairly limited. More specifically, in
the case of [147, Sec. 7.2.2], the variable arrangement in a rule has to follow a strict
regime, and the decoder does not include a language-model feature. And in the case of
[50, Sec. 4.3], decoding is accomplished by converting the STIG into a weakly equiv-
alent yXTT. In this process, the explicit syntax information on the foreign side is lost.
Consequently, this procedure is not suitable when we want to use the parsing feature.

Our algebraic framework is indifferent about the way in which we represent our
weighted tree transformations — be it using an STSG, an STIG, or an STAG. Hence,
we can readily use the framework to specify STIG- or STAG-based decoders; for in-
stance, we can apply (1.3) also if G is an STAG. Crucially, this specification does not
suffer from the limitations of the two above-mentioned decoders. There is one prob-
lem though: if we want our specification to be effective (let alone efficient), we can no
longer rely on the first section of Tab. 1.2, because it mainly applies to 7stsG-

In order to tackle this problem, we introduce further subsets of IC, £, and T as
follows, using the concepts of weighted context-free tree grammar (WCFTG, [19]),
weighted synchronous context-free tree grammar (WSCFTG, cf. Sec. 3), and weighted
macro grammar (WMG, called macro system in [71]):

Kymac = {¢ | ¢ € K, p is the meaning of some WMG} ,
Lcr = {¢ | ¢ € L, @ is the meaning of some WCFTG} ,
Tscrrg = {7 | 7 € T, 7 is the meaning of some WSCFTG} .

The class Tscrrg subsumes the meanings of STAGs and STIGs [103].

The second section of Tab. 1.2 lists additional results concerning the computability
of our operations. The results concerning the input and output product are taken from
Ch. 3, and they constitute the first of the three main contributions of this thesis. To
the author’s knowledge, these results are novel, aside from the publications on which
Ch. 3 is based. Therefore this contribution is crucial to underscore the viability of the
algebraic framework for STIG-, STAG-, or WSCFTG-based decoders. As mentioned
above, the framework does not impose the restrictions of current decoders.
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1.5.2 Generic binarization of a weighted grammar

For the next main contribution of this thesis, let us turn to the matter of decoding com-
plexity. As we can see from the first section of Tab. 1.2, the most expensive operations
in decoding are the input and the output product. For both operations, the complexity
is exponential in the maximal rank of any rule of the given WSTSG. The same com-
plexity can be observed with established decoders, which is why they are only applied
to grammars with maximal rank 2 (cf., e.g., [39, Sec. 3.2]) or to otherwise restricted
grammars (cf., e.g., [147, Sec. 7.2.2]).

In view of these complexity considerations, it is a natural question whether we can
transform a given grammar into an equivalent one where the maximal rank of any rule is
bounded by a given constant; in particular, where it is bounded by 2. The latter kind of
transformation is called binarization. It is well known that every CFG can be binarized
[45], and that some SCFGs can not be binarized [2]. Hence, binarization procedures
are in general partial. Here we shall focus on effective binarization procedures (how
to construct a solution in favorable cases) rather than on purely existential statements
(whether a solution exists).

The state of the art in binarization procedures is a rule-by-rule approach, where we
replace each rule of rank greater than 2 by an equivalent collection of rules of rank at
most 2, if possible. This approach has been applied to CFGs (for the Chomsky nor-
mal form) and to SCFGs [97]. On the other hand, binarization of yXTTs, STSGs, or
WSCFTGs has — to the author’s knowledge — not yet been investigated. As indicated by
the third section of Tab. 1.2, having a binarization procedure for STSGs or WSCFTGs
would underscore the viability of the algebraic framework, because it may improve the
complexity. Of course, it is possible to try and construct several binarization proce-
dures, one for yXTTs, one for STSGs, and one for WSCFTGs.

In contrast, the second main contribution of this thesis (Ch. 4) consists of (i) a generic
rule-by-rule binarization procedure that can be tailored to many grammar formalisms
by changing a parameter at runtime and (ii) considerations about the application to
yXTTs and WSCFTGs (which subsume STSGs). The second item is crucial because
said parameter is not trivial to come by, and moreover, it turns out that yXTTs and
WSCFTGs do not lend themselves to binarization. As a remedy, we consider the (ad-
hoc) formalisms of hedge-to-string transducers and weighted synchronous context-free
hedge grammars, which encompass yXTTs and WSCFTGs, respectively.

1.5.3 Determinizing weighted tree automata using factorizations

In [134], it has been suggested that the translation quality can be improved by selecting
the best English constituent tree instead of the best AST. On an abstract level, the
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following decoders were compared (albeit for yXTT):

' = {(G,u) | Gis a productive STSG, p is a probability assignment for G} ,
Dy, Dy: Q' — EF,

Dy (G, p): f = yd(ha(mr (argmaxdquO(G): yd(h1(rr(d))=f M(d)))) )

D2(G, p): f = yd(argmax, 3 gepeo(6): y(ha (mr(@)=fiha(ar (@)=t (D)) -

It turned out that D9 yields higher translation quality than Dy [134, Sec. 5.1].
In the algebraic framework, we obtain that

Dy (G,p) if S = (R, max,-,0,1),

yd(best(m2(Yd!(1.f) < [G']))) = {DQ(G 1) ifS = Real

where G’ is the WSTSG over X and S obtained from G by using the weight mapping .
Since G is productive, one can derive that the WTA for the output projection is acyclic.

Let us delve into how best is computed in both cases. The workhorse in this com-
putation is a shortest-path algorithm for weighted hypergraphs [108, 94, 28], where a
“path” corresponds to a run of the WTA, which is comparable to an AST of an STSG.
Roughly speaking, the weight of a tree is the (semiring) sum of the weights of all runs
on the tree. For D1, where the addition is max, the highest possible weight of any tree
coincides with the highest possible weight of any run, or: the “shortest” path. For Dy,
however, we can only exploit the shortest path if we make further assumptions concern-
ing the given WTA. In fact, if the WTA is unambiguous — that is, for every tree, there
is at most one run with non-zero weight —, then the highest possible weight of any tree
again coincides with the highest possible weight of any run.

These considerations give rise to the question whether we can transform any given
WTA into an equivalent WTA that is unambiguous. As in the case of binarization, we
are interested in effective procedures that work in favorable cases rather than purely
existential statements. Therefore, we turn to a related problem: transform a given WTA
into an equivalent one that is bottom-up deterministic. This transformation is called
determinization. Bottom-up determinism is a syntactic property that is easily decided
in time linear in the number of transitions, and it implies the property of being unam-
biguous. It is well known that bottom-up deterministic WTA are strictly less powerful
than WTA, so determinization procedures are partial.

In [134], the authors present a determinization procedure — albeit without proof —
that applies to acyclic WTA over the nonnegative reals, and they put it in front of the
shortest-path algorithm in order to compute best in Real. As in the case of Df, of
Sec. 1.2, decoding with Dy is NP hard, which is reflected in the complexity of the de-
terminization procedure. Correspondingly, the authors state that determinization did
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not finish in a reasonable amount of time for 26.7 % of their test sentences. When-
ever the determinization procedure exceeded some fixed time limit, they fell back on
an approximation method called crunching, where they determined the best tree by
examining the 500 best runs of the WTA. Despite this occasional approximation, Dy
produced better translations than both ID; and a version of Dy where determinization
was completely replaced by crunching [134, Sec. 5.1].

Apart from best, determinization has another application in SMT, which is connected
to the parsing feature and our argument for pp € Lgec in Sec. 1.4. Recall that this
argument rested on the assumption that the parsing probabilities are represented by
a PCFG. In contrast, modern-day parsers [155, 156] use an enriched formalism called
PCFG with latent annotations (PCFG-LA). Like a PCFG, a PCFG-LA can be viewed as
a WTA over the nonnegative reals; however, this WTA is far from being unambiguous.
Clearly, if we are able to determinize this WTA, then we can again show that p € LRec.

These two applications of determinization in SMT constitute a part of the motiva-
tion of the third and final main contribution of this thesis (Ch. 5): a determinization
construction that generalizes and consolidates earlier work, including [134], which is
thereby proved correct. However, it should be noted that the contribution is entirely
theoretical, for it does not offer new use cases for SMT.

To be more specific, our construction generalizes [134] from the nonnegative reals to
commutative semirings and [105] from WSA to WTA. The latter work requires that the
semiring be extremal (a + b € {a,b}) and that the WSA have a certain property called
the twins property [44]. We transfer this property to the tree case, and we show that our
construction applies with the same requirements. Moreover, we transfer results about
the decidability of the twins property [5, 104] from the string case to the tree case.

1.6 Related work and bibliographic remarks

The algebraic framework proposed here draws inspiration from many sources and from
ideas accumulated over time, and it is hard to trace them back to the origins. Therefore,
the following account is most probably incomplete.

We defined our grammars in the spirit of bimorphisms [6]. The framework uses
weighted tree languages and weighted tree transformations as the foundation, as op-
posed to WTA and WSTSG, respectively, which follows the idea that a specification
should describe the “what” rather than the “how”. This practice goes back to age-old
notions such as a recognizable language or a rational language. Moreover, we used
established operations such as the input product or the output projection.

From the perspective of universal algebra, the algebraic framework is essentially a
many-sorted algebra [85], and the algorithms underlying Tab. 1.2 constitute a many-
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sorted algebra as well, albeit with somewhat more fine-grained sorts. With suitable
modifications, we may imagine that these two algebras have a common signature, and
that the expression on the right-hand side of (1.4) is a term over that signature, where 7,
o, ¢, and f are viewed as variables. By applying the corresponding homomorphism,
we can interpret the term in either algebra, obtaining either a function that resembles
Dy or an algorithm for computing said function.

It should be noted that conventional decoder specifications, such as the deductive
system of [39, Fig. 8], do contain the automata-theoretic constructions for said opera-
tions, although in an implicit and interweaved manner, or adapted to special cases. By
close inspection, a reader who is proficient in automata theory can “excavate” these
operations.

A valuable source of information, certainly richer than the scant publications in SMT,
is the program code of those decoders that are freely available, such as Moses [111],
Joshua [120], or cdec [59]. A reader who is proficient in programming can learn a
lot, in particular from cdec; for instance, when we view a synchronous grammar as
a particular WTA, then a feature in cdec is merely a bottom-up deterministic WTA
over the same alphabet, and feature weights are incorporated into said grammar via the
Hadamard product — albeit approximately for complexity reasons.

For the sake of completeness, we note that even further variants of Hiero have been
investigated, which choose neither the highest-scoring AST (cf. Dy in Sec. 1.2) nor the
best translation (cf. IDj)), but an English sentence that is similar (according to some sim-
ilarity function) to many high-scoring translations. This approach is called concensus
decoding [53, Sec. 2].

Algebraic decoder specification is not a new idea. For instance, Tiburon [135, 133]
is a toolbox that allows to perform common operations on weighted tree transducers
and weighted tree automata, such as Hadamard product, determinization, composition,
application, and so on. Tiburon differs from our framework in three ways:

1. It focuses on automata and transducers rather than languages and transforma-
tions; therefore it is limited to the aforementioned devices.

2. It is limited to predefined semirings, most notably the tropical semiring and the
nonnegative reals.

3. Next to a specification framework, it is primarily a computer program.

Another strand of research is concerned with interpreted regular tree grammars (or
IRTGs, [112]; see also Sec. 4.2). Using the idea of initial-algebra semantics [86],
this formalism unifies many common grammar formalisms, including CFGs, SCFGs,
STSGs, etc. The IRTG framework differs from ours in three ways:
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1. Itis as yet unweighted. (Section 4.2 offers a weighted variant.)
2. It is not limited to tree languages or tree transformations.
3. Like Tiburon, it has a focus on manipulating grammars.

The IRTG framework is probably better viewed as a means of investigating grammar
formalisms and their problems in a uniform way, rather than a specification framework.
In Ch. 4, we will employ the IRTG framework in this spirit. We may also use IRTGs to
produce new effectiveness results for our algebraic framework, comparable to Tab. 1.2.
In fact, a precursor of our first main contribution has been described in this way [113];
cf. Sec. 3.1.

While the documentation for Tiburon and IRTGs describes critical operations for de-
coder specification, it remains vague and sketchy when it comes to the topic of actually
specifying a state-of-the-art decoder.

Coincidentally, our notation for SCFGs is similar to the compact notation of [114]
for linear context-free rewriting systems (LCFRSs). However, in contrast to SCFGs,
LCFRSs do not treat the components in (w1, ws) independently, and thus, there is a
dedicated set of variables for each component. For instance, in the compact LCFRS
notation, our rule p3 could be written as

S — (1 lieB y; frei, x2 freed yo2) (PPER, NP) .

Here the variants of x refer to the first successor (PPER) and the variants of y refer to
the second successor (IVP).

A promising alternative to STIGs and STAGs may be MBOTs. While they also
exceed the power of STSGs, they are not based on second-order substitution. Instead,
MBOTs permit specifying a sequence of trees on the English (target) side. In this
regard, they can be viewed as “explicit-syntax versions” of synchronous linear context-
free rewriting systems (SLCFRS) whose fanout on the source side is 1 [100].

It is the opinion of the author that the literature in both areas, formal-language the-
ory and SMT, is somewhat unsatisfactory. In formal-language theory, the relevant
sources span several decades, they follow varying notational conventions and vary-
ing approaches to semantics (such as term rewriting, fixpoint semantics, initial algebra
semantics, etc.), and, on top of that, many texts are not available online, so that — even
these days — the esteemed SMT practitioner has to plow through a library catalog, only
to get acquainted with a topic that he is not necessarily fond of in the first place. It
would be desirable to have a survey of modern formal-language theory, in particular,
concerning semiring-weighted devices on strings and trees, that is available online and
mentally accessible to practical and theoretical researchers alike.
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In SMT, which admittedly is progressing rapidly, publications are often scant, ad-
hoc, and particularly parsimonious when it comes to citations for established concepts;
for instance, WCFGs are defined ad-hoc in [89, Sec. 2.3] (semiring-weighted) and [145,
Sec. 2] (nonnegative reals), and neither publication cites a source. If this practice is due
to the aforementioned obstacles concerning literature on formal-language theory, then
an authoritative, comprehensive, yet plain survey of modern formal-language theory is
all the more desirable.
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2 Preliminaries

2.1 Mathematical foundations

Most concepts of this section can be found, e.g., in [179, Sec. 1.1, 1.3].

2.1.1 Sets, relations, mappings

By N we denote the set {0, 1,2, ...} of nonnegative integers. We denote the empty
set by (), set difference by \, and the subset and the strict subset relations by C and C,
respectively. Let A and B be sets. Then B is a partition of Aif 0 ¢ B, Jycpb = A,
and by N by # () implies by = by for every by, by € B. The elements of a partition are
also called blocks. The powerset P(A) of A is the set of all subsets of A; in particular,
0,A € P(A). If A is finite, then the cardinality |A| of A is the number of elements
of A. If |A| = 1, then we call A a singleton. We denote the Cartesian product of
Aand Bby A x B.

A relation R from A into B is a subset of A x B. Let R be a relation from A into B.
Instead of (a,b) € R, we also write aRb. The inverse R~' of R is the relation from B
into A given by R~ = {(b,a) | aRb}. Let C be a set and S a relation from B into C.
The relation product (or: composition) R; S of R and S is the relation from A into C'
defined by R; S = {(a,c) | 3b: aRb,bSc}. Instead of R; S (read “R, then S) we also
write S o R (read “S after R”).

Let A” C Aand B’ C B. By R(A’) we denote the set {b | Ja € A’: aRb}. The
relation R is called

o left-total on A’ if A’ C R™Y(B);

e functional if aRb and a R implies b = b’ for every a € A and b, b’ € B;
e surjective on B’ if R~! is left-total on B';

e injective if R~ is functional;

e a partial mapping from A into B if it is functional; and

e a mapping from A into B if it is functional and left-total on A.
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Let f be a partial mapping from A into B. We also say that f is of type A — B,
and instead of f({a}) = {b}, we also write f(a) = bora + b. We call f~1(B) the
domain dom f of f and f(A) the image of f or range of f. For every a € dom f, we
call f(a) the image of a (under f) and we say that we apply f to a. Note that f is a
partial mapping of type A’ — B’ iff A’ D dom f and B’ O f(A); i.e., the type of f is
not unique. If f is a mapping, then dom f = A, and it is a mapping of type A’ — B’
iff A/ = Aand B’ O f(A). We denote the fact that f is a mapping from A into B
by f: A — B. If we explicitly mention “partial mapping”, then we may use the same
notation in that sense as well.

Let f: A — B. Clearly, f is surjective on f(A). For every b € B, we also write
f71(b) instead of f~1({b}), and we call f~1(b) the preimage of b (under f). The
restriction f|a of f to A’ is the mapping f N (A’ x B). The mapping f is bijective
on B’ if it is injective and surjective on B’. If B’ = B, then we omit the reference
to B’. The set of all mappings of type A — B is denoted by B#. Let g: B — C.
Then f; g (alternatively, g o f) is a mapping from A to C' with a — ¢(f(a)). Now let
g: C — B,C D A, and g|4 = f. Then g is an extension of f; note that f is already a
partial mapping from C into B. We will sometimes extend f to C'; formally, this means
that we define an extension g of f, but instead of g, we will use the same symbol f.
Naturally, since f| 4 is known, we will then only define f |C\ A

The identity relation id 4 on A is defined by id4 = {(a,a) |a € A}. Let f: A — A.
Then f is idempotent if f = f o f. For every n € N, we define n-th iterate f™ of f
by letting f* = id4 and f**t! = f" o f. Anelement a € A is called fixpoint of f of
f(a) = a.

The set A is called countably infinite if there is a bijective mapping of type A — N,
and it is countable if it is finite or countably infinite.

2.1.2 Families, sequences, and operations

Let I and A be sets. An I-indexed family of elements of A is a mapping a from [ into A.
Instead of “domain of a”, we also call I the index set of a, and instead of a(i) we write
a;. We denote the fact that a is an I-indexed family by (a; | ¢ € I). Note that this
notation does not indicate A; in order to compensate, we usually state that (a; | i € I)
is a family of elements of A. We extend the Cartesian product to an arbitrary number
of sets as follows. Let (A4; | ¢ € I) be a family of sets. Then by X; A; we denote the
set of all families (a; | ¢ € I) of elements of | J; A; with a; € A;. If I = {1, 2}, then
we identify the Cartesian product A; x Ay with X; A;. If I = N, then each element
of X, A; is called a sequence, and we sometimes denote a sequence a by (aq, as, ... ).
If I = {1,...,n}, then we denote X; A; by A; x --- x A,, each element a in that
set is called a (finite) sequence (of length n), we denote a by (aq, ..., a,), and we have
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|a| = n. We usually identify the sequence (a;) with ay. If I = (), then we observe that
X ; A; is a singleton, as there is only one mapping from () into another set, namely (.
In order to reduce confusion, we will denote this empty sequence by () or .

A finite sequence of length n is also called an n-fuple; if n = 2, 3,4, 5, then we also
use the words pair, triple, quadruple, and quintuple, respectively. Let f: A — B. We
call the mapping f n-ary if there are Aq,..., A, suchthat A = Ay X -+ X Ay,;ifn =
0,1, 2, 3, then we also use the words nullary, unary, binary, and ternary, respectively.
We usually write f(a1,...,ay) instead of f((a1,...,a,)).

For every n € N, the n-fold product A™ of A is defined by A" = A; x --- x A,, with
A; = A. The Kleene star A* of A is defined by A* = | J,, A”. An n-ary operation f
on A is a mapping from A™ into A. We often use symbols such as + or - to denote
binary operations, and then we use the infix notation a + b instead of +(a, b). A binary
operation - is associative if a1 - (a2 -a3) = (a1 -a2)-as, and it is commutative if a1 -ag =
az - a1. The concatenation operation, denoted by - or by juxtaposition, is the binary
operation over A* defined by (a1,...,ay) - (b1,...,bp) = (a1,...,an,01,...,bp).
For every w € A* and n € N we define the sequence iterate w™ inductively by letting
w® = e and W™t = ww™.

An alphabet is a nonempty, finite set, and we call the elements of an alphabet sym-
bols. Let 3 be an alphabet. We call each element of >* a string (over %), and instead
of (a1,...,ay), we denote a string also by aj - - - a,. A (string) language (over ¥) is a
subset L C ¥*. We extend the concatenation operation to string languages by letting
L1y = {w1w2 ‘ wy € L, wy € LQ}. Notethat L -0 =0 =0- L.

2.1.3 Orders and equivalence relations

A binary relation R on A is a relation from A into A. Let R be a binary relation on A.
Let A’ C Aandd’ € A'. Then d' is an R-minimal element in A if aRa' implies a ¢ A’
for every a € A. We say that R is

o reflexive if id 4 C R.

o symmetricif R C R

e transitive if R; R C R.

o antisymmetric if RN R~ C idy.

o well founded if every nonempty subset of A has an R-minimal element.
e a (partial) order on A if it is reflexive, antisymmetric, and transitive.

e an equivalence relation on A if it is reflexive, symmetric, and transitive.
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We usually denote orders by variants of < or C, their inverses by > or _, respectively,
and equivalence relations by variants of ~ or =. We will often use that the usual order
<onN,ie.,0<1<2<..-,is well founded.

Let < be an order on A. Note that > is an order on A as well. Two elements a,b € A
are comparable (by <)if a < borb < a. Let A’ C A. Then A’ is called a chain if
its elements are pairwise comparable. An element a € A is called upper bound of A’
if @ < aforeverya € A. Anelement a € A’ is called least element (in A’) if
a < a for every a’ € A’. Note that each set has at most one least element. If the set
of upper bounds of A’ contains a least element a, then a is called the supremum sup A’
of A’. The notions lower bound and greatest element are defined dually, with > in
place of <. If the set of lower bounds of A’ contains a greatest element a, then a is
called the infimum inf A’ of A’. The order < is linear or total if A is a chain. If <
is linear, the notions “least element” and “<-minimal element” coincide, as well as
“greatest element” and “>-minimal element”. The least element of a set A’, if it exists,
is denoted by min A’. Likewise, the greatest element is denoted by max A’. An w-chain
a is a sequence a € AN such that a; < a;, forevery i € N. Let a € AN, Recall that
a(N) = {a; | i € N}. Instead of “upper bound of a(N)” and “supremum of a(N)”, we
say “upper bound of @ and “supremum of a”, respectively. The order < is w-complete
if A has a least element | and every w-chain has a supremum.

A (partially) ordered set (poset) is a pair (A, <) where A is a set and < is an order
on A. A poset (A, <) is a linear, total, or w-complete poset if < is linear, total, or
w-complete, respectively. We often identify (A, <) and A. Let A and B be posets
and f: A — B. Then f is monotone if a < &' implies f(a) < f(a’). Recall that
foa = (f(a;)|i€N)foreverya € AN, Let A and B be w-complete. The mapping f
is w-continuous if, for every w-chain a, sup(foa) is defined and f(sup a) = sup(foa).
If f is w-continuous, then it is monotone, for if a < «’, then sup{f(a), f(a')} =
f(sup{a,a’}) = f(a’) and, hence, f(a) < f(a’). Consequently, f o a is an w-chain if
a is an w-chain. We observe that the composition of w-continuous mappings is again
w-continuous.

The following theorem is sometimes called fixpoint theorem.

Theorem 2.1.1 ([115, Thm 3.1], [179, Sec. 1.5.2, Thm. 7]) Let A be an w-complete
poset with least element | and f: A — A an w-continuous mapping. Then (f'(L) |
i € N) is an w-chain and it has a least upper bound, which is the least fixpoint of f;
ie.,

minfa | f(a) = a} = sup{f'(L) | i € N}.

Let < be an order on A and I a set. We extend < pointwise to A’ by letting a < o’
if a; < a] for every a,d’ € Al and i € I. Here we understand the word extend in
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the same way as for mappings, in contrast to other established notions of extending an
ordering that refer to adding pairs to the relation. If the order on A is w-complete, then
so is the extended order. We define the lexicographic order on N*, often denoted by <,
by letting w; < wy if

1. wy =€or

2. there are i1,i2 € N and w],w) € N* such that w; = i; - w), wy = ig - W),
. . . L. , ,
11 < 49, and 4 = i implies w; < wy,.

Let = be an equivalence relation on A. For every a € A, we define the equivalence
class [a]= represented by a by letting [a]= = {d' | a = d'}; and the quotient set
A/= of A modulo = is the partition of A defined by letting A/= = {[a]= | a € A}.
Conversely, every partition B of A gives rise to the equivalence relation on A that
relates two elements precisely when they belong to the same block. If B = A/, then
this equivalence relation is again =.

2.1.4 Bibliographic remarks

Our definitions of w-complete order and w-continuous mapping mainly follow [115,
Sec. 2]. Other definitions are established as well, cf. [179, Sec. 1.5]. The latter author
uses countable chains instead of w-chains in his definitions, which is equivalent because
every w-chain has a supremum precisely when every countable chain has a supremum
[179, Sec. 1.5, Prop. 3]. Moreover, his notion of w-continuous also applies in the case
that A and B are not w-complete; correspondingly, he then only considers w-chains a
that have a supremum.

2.2 Trees

2.2.1 Unranked trees

Let ¥ be an alphabet and V' a set. We write 75(1') for the set of all well-formed
expressions over X with variables V/, i.e., the smallest set T such that i) V C T
and (i) for every 0 € X, k > 0, and t1,...,t, € T, we have o(t1,...,tx) € T.
Alternatively, we view Tx (V) as the set of all (rooted, labeled, ordered, unranked)
trees over ¥ indexed by V', and draw them as usual. By 7% we abbreviate 7% (()). We
will often denote the tree o() just by o. A tree language over X is a subset of T¥..

Let t € Ty (V). Next we define the set pos(t) of positions of t, the height ht(t) of t,
the rank rk;(w) of the position w in t, the label t(w) of t at w, the subtree t|,, of t at w,
and the tree t[t'],, obtained from t by replacing the subtree at w by t' [7, Def. 3.1.3].
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To this end, we define two mappings pos: Tx(V) — P(N*) and ht: T%(V) — N;
for every t € Tx(V'), three mappings rk;: pos(t) — N, #(.): pos(t) = X UV, and
t|.: pos(t) — Tx(V); and for every ¢,¢' € Tx(V), the mapping t[t'] : pos(t) —
T%(V), by induction as follows. For every v € V, we let

pos(v) = {e}, ht(v) =1, tk,(e)=0, v(e)=v, vc=v, v[f]c="1,

and for every o(t1,...,tx) € Tx(V), 1 € {1,...,k}, and w € pos(t;), we let

pos(o(t1,...,tg)) ={etU{iw|ie{l,...,k},w € pos(ti)},
ht(o(ty,... ts) = 1 +max{ht(t;) | i € {1,...,k}}.
ko (ty,..00)(E) = K Koty ...t ((0) = ke, (W)
ot ... tw)E) =0, oty ... te)(iw) = t;(w) ,
oty .. ti)]le =olty, ... tg), oty t)iw = tilw »
o(ty,..., t)[te =1, oty s tg)[tiw = o(ty, ... th) ,

where t; = t;[t'],y, t; = t; for j # 4, and we assume that max () = 0. Sometimes
we use the word node instead of position. The tree ¢ is binary if rk;(w) < 2 for every
w € pos(t); and it is suprabinary otherwise. For each pair wy, wo of positions, we say
that w is above ws if wy is a prefix of wy, i.e., there is a w € N* with we = wy - w.
Likewise, w is strictly above w if w; is above wy and w; # wo.

Let V! C X U V. We say that t is linear (nondeleting) in V' if every element of V'
occurs at most once (at least once) in ¢. Moreover, let W be a set and t' € T, (W). We
say that ¢ is a V'-prefix of t' if there is a mapping  from {w | t(w) € V'} into T, (W)
such that ¢’ is obtained from ¢ by replacing the subtree at each w € dom k by k(w).
If V! = V, we omit the reference to V', simply speaking of linear, nondeleting, and a
prefix. We denote the set of all linear trees over 3 indexed by V' by Tg"(V), and we
denote the set of all linear nondeleting trees over ¥ indexed by V' by Cx (V). By Cx,
we abbreviate Cx;({z}), where z is a special symbol that does not occur in ¥. We call
each element of Cx a context (over X).

2.2.2 Substitution

Let X = {z1,22,...} and Y = {y1, 9, ...} be disjoint sets, whose elements we call
variables. We let Xy, = {x1,...,x;} and Yy = {y1, ..., yx} for every k > 0.

Let VV C XUV UXUY and f: V' — T5(V). Then we define the mappings
2, 7 Ts(V) — Tx(V), called first-order substitution and second-order substitution,
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respectively, as follows. For every v € V', we let

by by ) fo) ifoeV,
floy=1 (U)_{v ifve V'

For every o(t1,...,tx) € Tx(V), we let

. (1) ifo eV,
oty ... th) {O‘(fb(tl)a-"’fb(tk)) ifog V'

If V' = {v1,..., v}, then we also denote f(t) by t[v1/f(v1)] - - - [vi/f (vr)]. We let

Plottn.. ) — L@ 0] eV,
T a(f(tr), -, () ifog V'
If V' = {v1,..., v}, then we also denote f*(t) by t(vi/f(v1)) - (vi/f(v)).
Although second-order substitution is being performed in parallel, we may often
imagine that we substitute the variables sequentially. This notion is made more precise
in the following observation.

Observation 2.2.1 Let V1,Vo C XUV UXUY, VinVy, =10, fi: Vi = Tx(V),
fo: Vo =5 Tx(V), and f = f1 U fa. Then f: V1 U Vy — Tx(V). If, for every vy € VA,
the tree f1(v1) does not contain occurrences of elements of Vs, then f b — flbl’; fgb.

Instead of t[a/t'] we also write ' -, ¢, and we omit the subscript a if a = z; recall
that z is the special symbol that we use for contexts.

The following observation basically states that first-order substitution is “associa-
tive”, e.g., we have that t3 - (to - t1) = (t3 - t2) - t1.

Observation 2.2.2 Let k,l € N, f: X; — Ta(X), and g: X, — TA(X;). Then
(@) = (f> 0 g)°(t) for every m € N and t € Ta(X},) with |pos(t)| < m.

2.2.3 Ranked trees

A ranked alphabet is a pair (X, k) where X is an alphabet and rk: ¥ — N assigns a
natural number to each symbol, called its arity or rank. We write »*) for the subset of
all k-ary symbols of 3. We denote the ranked alphabet by 3. as well. A ranked alphabet
is binary if the arities do not exceed 2. Likewise, a symbol is binary if its arity is 2,
and it is suprabinary if its rank exceeds 2. We also use o(¥) to denote that ¢ € £, in
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particular when specifying a ranked alphabet, e.g., I' = {a(o), o }. We say that a tree
t € Tx (V) is X-ranked if t(w) ¢ V implies rk;(w) = rk(t(w)) for every w € pos(t).

We will use the following convention: > usually denotes a “plain” alphabet (i.e.,
without ranks), while T", A, and their variants usually denote ranked alphabets. If 3 is a
ranked alphabet, then we regard T (V), T, T{#"(V), Cx(V'), and Cs; to be restricted
to X-ranked trees. The same convention shall hold when we talk about tree languages
over 2.

2.3 Algebras and semirings

2.3.1 Algebras

Let A be a ranked alphabet. A A-algebra A is a pair (A, ") where A is a nonempty
set called domain and . maps each symbol § € A with rank k to a k-ary operation
64: A¥ — A, which is also called the realization of & in A; A is called realization
mapping. In the context of algebras, A is also called a (single-sorted) signature, and it
can be viewed as an abstract data type, while a A-algebra can be viewed as its imple-
mentation.

Let A and B be A-algebras. A mapping h: A — B is a A-homomorphism from A
into B if

h(é““(al, ey ak)) = 5B(h(a1), N ,h(ak))

holds for every k, § € A® and ai,...,a; € A. We write h: A — B to indicate
that » is a A-homomorphism from 4 into B. Note that the composition of two A-
homomorphisms is a A-homomorphism. Let h: A — B, A’ C A,and f: A’ — B. If
h|4 = f, then h is a homomorphic extension of f (with respect to A).

The A-term algebra Ta(V') over V has the domain T (V'), and its operations are
given by

0TAW)(ty, .. t) = 8(ta, . 1)

forevery k € N, § € AR and ty,... 1 € TA(V). Tt is well known that every
mapping f: V — B has a unique homomorphic extension f# with respect to Ta (V)
[179, Sec. 1.2, Thm. 4]; it is given by

frw) = fv), wev)
FOt, . te) =B t), ..., ) - (6(t1,...,tx) € TA(V))

Let! € Nand t € Ta(X;). In the area of universal algebra, ¢ is called a term. We
define the ferm function t°: B! — B oft by t5(b1,...,b) = fH(t) with f(z;) = b;.
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In particular, if [ = 0, then we often omit the parentheses from B (), and we view B as
an element of B.

Observation 2.3.1 Ler B be a A-algebra, k,l € N, f: X, — Ta(X)), and g: X; —
B. For everym € N and t € Ta(X}) we have that |pos(t)| < m implies g*(f*(t)) =

(9% 0 F)H(2).

Corollary 2.3.2 Let B be a A-algebra, k,l € N, g: X; — B, t € Ta(Xk), and

tiy sty € TA(X)). Then g*(t[x1 /t] - -~ [wx/te]) = t5(g*(t1), - ., g* (k). In par-
ticular, with | = 0, we have (t[x1/t1] - - - [z1/te])P = B (45, ... 15).

2.3.2 Semirings

A monoid is a A-algebra S with A = {+2) 09} and carrier set S such that + is
associative and 0° is neutral with respect to +°, i.e., (omitting the superscript S)

s+0=s=0+s.

We represent S by the triple (S, +°,0°). We call S commutative if +° is commuta-
tive. A monoid homorphism is a A-homomorphism h: A — B such that A and B are
monoids. A semiring [91, 87] is a A-algebra S with A = {+(2), (2 00, 1(0)} and
carrier set S such that (S, +5,0°) is a commutative monoid, called additive monoid
of S, (S,-°,1°) is a monoid, called multiplicative monoid of S, and the following as-
sertions hold (again omitting the superscript S):

s1-(s2+s3) = (s1-52)+ (s1-53), (- distributes over + from the left)
(s1+52)-s3=(s1-53)+ (s2-53), (- distributes over + from the right)
s1-0=0=0-s7. (absorbing element of -)

We represent S by the quintuple (S, +°,-5,0%,15). The operations +° and -S are
called the addition and the multiplication of S, respectively. A semiring homomorphism
is @ A-homomorphism A : A — B such that A and B are semirings.

Let S = (S, +,-,0,1) be a semiring. We define seven properties of S as follows.

o It is commutative if - is commutative.
o It is zero-divisor free if s1 - so = 0 implies that s; = 0 or s = 0.
o It is zero-sum free if s; + s = 0 implies that s; = 0 = so.

e It is a semifield if it is commutative and it admits multiplicative inverses, i.e., for
every s € S\ {0} there is a uniquely determined s~! € S such that s - s~ = 1.
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e Itis locally finite if for every finite subset S’ C S the closure of S’ under 0, 1, +,
and - is finite; said closure is the smallest superset S” of S” such that 0,1 € S”
and s1, so € S” implies s1 + s2, 51 - 59 € 5.

e Itis extremal if s1 + s2 € {s1, 52} forevery s1,s9 € S.

e It is naturally ordered if (S, <) is an ordered set, where the binary relation <
on S is defined by s; < sg if there is an s € .S with 51 + s = s9.

Example 2.3.3 We consider seven examples of semirings. To this end, let RZ0 denote
the set of nonnegative reals extended by co and let R = R U {o0, —00}.

1. The semiring Real = (RZY, +,-,0, 1), where oo + r = 0o = r + oo for every 7,
and oo - = 0o = r - oo for every r with r # 0;

2. the arctic semiring Arct = (R, max, +, —o0,0) where max(co,7) = 0o =
max(r, 00) for every r, and 0o + r = 0o = r + oo for every r with r # —o0;

3. the tropical semiring (RZ?, min, +, 00, 0);
4. the Viterbi semiring (|0, 1], max, -, 0,1);

5. the Boolean semiring (B,V,A,0,1) where B = {0,1}, and V and A denote
disjunction and conjunction, respectively;

6. the semifield (R=°, 4+, -,0,1) of nonnegative real numbers;

7. the formal-language semiring (P(X*),U, -, 0, {e}) over an alphabet X..

Semirings 1-7 are naturally ordered, zero-sum free, and zero-divisor free; 1-6 are com-
mutative; 2—5 are extremal; and 5 is locally finite. 0

Example 2.3.4 The mappings log and exp are monoid homomorphism from the mul-
tiplicative monoid of Real into the multiplicative monoid of Arct, and vice versa, re-
spectively. ]

Let I be a set. Then we refer to the elements in S’ also as I-vectors over S. For every
s€ Sandu € S?, we define s-u € ST by (s-u); = s-u;. Here and in general, we use
family notation for vectors, i.e., u; instead of u(i). Moreover, ST = (ST, +,©,0,1)
is a semiring, where §; = s, the operations + and - are extended to S I pointwise, i.e.,
(u1 + u2)i = (ul)l + (UQ)l and (U1 ® UQ)i = (ul)z . (UQ)i, and © is called Hadamard
product. If § is commutative (or zero-sum free, or extremal), then so is ST, However,
S’ need not be zero-divisor free (or a semifield), even if S is zero-divisor free (or a
semifield, respectively). Letd € N, d > 1. If I = {1,...,d}, then we write S? for S'.
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Example 2.3.5 (Ex. 2.3.3 contd.) Letd € N, d > 1. We consider two semirings:
8. Real? = ((RZ9)4, +,®,0,1) and
9. ((RZ0)%,min, &, 5, 0).

In contrast to Semiring 1, Semiring 8 is not zero-divisor free because

1 0y [0
(0)2 (1) =) D
Let 3 be an alphabet. A weighted tree language (over ¥ and S) is a mapping
p: Ts, — S. A weighted tree transformation (over ¥ and S) is a mapping 7: Tx X
Ty, — S. If X is even a ranked alphabet, then T%; in this definition is understood to be
restricted to Y-ranked trees. Note that a weighted tree language over X and S is a Tx-

vector over .S; consequently, the Hadamard product applies to weighted tree languages
over X and §. Similar reasoning applies to weighted tree transformations.

2.3.3 Complete semirings

Now we turn to the problem of computing infinite sums in a semiring. We call S com-
plete if it has an operation ) ;: S I T for every index set I such that the following
conditions are satisfied [115, Sec. 2]:

i) > icpsi =0, Zie{j} 8i = Sj, Zie{j,k} s; = sj + sy for j # k,
(i1) ZjEJZiEIj S; = Zie[‘si iijeJIj =TI and Ij ﬂ]j/ = @fOI’j ;éj/,

(i) D jer 8 8i =8 D ey Sis D e Sit 8= (Ziel Si) - 8.

Then we call ), infinitary sum operation. Roughly, the three conditions mean that
(i) the infinitary sum extends the finite sum, (ii) it is associative and commutative, and
(iii) it satisfies the distributivity laws. A semiring homomorphism from a complete
semiring into a complete semiring is complete if it also preserves the infinite sums.
Let J be a set. If S is complete, then so is 87, where (3¢, wi)j = e (i)
The semiring S is w-continuous if it is complete, naturally ordered, and

vn: Zie{o,...,n} ai<c = ) i nai<c

for every a € AN and ¢ € N.
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Example 2.3.6 (Ex. 2.3.5 contd.) Semirings 1-5 and 7-9 are w-continuous; following
[115, Ex. 2.2], the infinite sums are defined by

YicrSi =sup{d_cpsi | £ C I, E finite} .

It can be desirable to have both an infinitary sum operation (as in Semiring 1, but not
in Semiring 6) and multiplicative inverses (as in Semiring 6, but not in Semiring 1).
However, the only element in Semiring 1 that lacks a multiplicative inverse is co. Con-
sequently, as long as we avoid “co~!”, we may utilize Semiring 1. 0

Theorem 2.3.7 ([115, Thm. 2.3]) Let S be w-continuous. Then, for every s € SN,

SUP{Zie{o,A..,n} si|neN}p =3 nsi.

Theorem 2.3.8 ([115, Thm. 3.2, Thm. 3.3]) Let S be w-continuous. Then S is an w-
complete poset and addition and multiplication are w-continuous.

2.4 Weighted tree automata

Let X be an alphabet and S a semiring. A weighted tree automaton [71] over X and &
is a finite-state machine that represents a weighted tree language. It assigns a weight
to every tree based on weighted transitions. The following formal definitions deviate a
little from the literature; the interested reader will find more about the deviations and
the rationale behind them at the end of this section.

2.4.1 Syntax

Formally, a weighted tree automaton M over X2 and S, for short: WTA (over X and S),
is atuple (@, R, i, v) where

e () is a nonempty, finite set (of states),
e RC Q" x ¥ x ( is afinite set (of transitions or (transition) rules),
e 1: R — S is the weight assignment, and

o v: () — S isthe root-weight mapping.

In the following, let M = (Q, R, u,v) be a WTA over 3 and S. For a transition
(q1-"-qk,0,q), we call o its terminal symbol and k its rank, so that R can be viewed
as a ranked alphabet. If ¥ is a ranked alphabet, then we require that the rank of any
transition coincide with the rank of its terminal symbol. For every ¢ € ), we denote
by R|, the set of all transitions whose third component is g.

We define four properties of M as follows:
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a/l /0.2

/0.5

Figure 2.1: Visualization of the WTA of Ex. 2.4.1.

e It is classical if ¥ is a ranked alphabet and R = |, QF x ©) x Q. Then we
denote M by (Q, u, v).

o It is bottom-up deterministic (bu-det) if the set

{al (g1 ar0.9) € Ryplqr - qx,0,q) # 0}
has at most one element for every o € 3, k € N,and ¢1,...,q; € Q.

e It is a (finite) tree automaton (FTA) if S is the Boolean semiring and p(p) = 1
for every p € R. Then we denote M by (Q, R, F) where F' = v~1(1).

e It is in root-state form if there is a go € @ such that v, = 1 and v, = 0 for
q # qo- In such a case, we call ¢g the root state of M, and we denote M by
(Q, R, p,qo) orby (Q, R, qo) if it is an FTA.

We note that a (weighted) tree automaton in root-state form is a (weighted) regular tree
grammar over % and § in normal form [3].

Example 2.4.1 Let S be the Viterbi semiring ([0, 1], max, -,0,1), I' = {6, a0},
and M = (Q, R, 1, v) the WTA over I" and S where

e Q={q,q1},
e vy, =1,y =0,and
e R and p are given by the following list:

(e,a,q1) — 1, (e,a,q0) — 0.2, (q190,0,q0) — 0.5 .

An equivalent representation of R and p is the hypergraph visualized in Fig. 2.1; each
node in the hypergraph (drawn as circle) corresponds to a state, and each hyperedge
(drawn as box with arbitrarily many ingoing arcs and exactly one outgoing arc) repre-
sents a transition. Ingoing arcs of a hyperedge are meant to be read counter-clockwise,
starting from the outgoing arc.
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The WTA M is not bu-det because we have that (e, v, q1), (e, a, qo) # 0. Fur-
thermore, it is in root-state form; its root state is gg. An equivalent representation of
R and p in the spirit of weighted regular tree grammars is the following:

q — o(q1,q0) # 0.5
qo — « # 0.2

qQ — « # 1 0

2.4.2 Semantics

Now we define the weighted tree language [M] recognized by M. To this end, we
employ the approach of run semantics. Roughly speaking, a run d is a tree over R
with the following property: if a node w is labeled (¢; - - - gk, 0, ), then the node wj
is labeled by a transition in R[,;. We say that d is a run for the tree ¢ that is obtained
from d by projecting each label to the second component. Furthermore, the weight of d
is the product of y(d(w)) over all positions w € pos(d). In order to compute the weight
of a tree ¢, we consider each run d for ¢, multiply its weight by the root weight v(q) if
d(e) is in R|4, and sum up over all weights thus obtained.

Now we formalize the notions of a run and its weight. For our proofs, we will
need runs and their weights to be as easily composable and decomposable as trees and
contexts. Therefore, we will consider trees indexed by semiring elements and even ()-
vectors over S. Moreover, we will consider each state a (trivial) run as well; this will
enable us to speak about “partial runs”.

Formally, we define the mappings

TQ: Tr(QU (SQ xQ))—Q, (root state)
ms: TR(QU (S9 x Q) = Ts(QU S?) , and (terminal tree)
() TRQUS U (S? x Q) — S (weight)

as follows. We let (s),, = s for every s € S. For every g € Q, (u,q) € S x Q, and
d € Tr(QU (S? x Q)) withd = p(dy, . ..,d;) and p € R),, respectively, we let

m(g) =q., m((u,q9)=q, mo(d) =q,
ms(q) =q,  7ws((u,q) =u, me(d) = o(rs(di), ..., 7ms(dk)) ,
(@p=1, ((u,q))p = u(q) (D= (di)p{dr)p - 1(p) -

The set D(M) of runs of M is the smallest subset D of Tr(Q U (S¥ x Q)) such that
QU(S? x Q) C Dandp(dy,...,d) € Dforeveryp € R, p=(q1---qx 0,q), and
sequence di, . ..,d; € D with g (d;) = g;j.

Letd € D(M),q € Q,and t € T(Q U S?). We define five properties of d.
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o Itis proper if d € Tr(Q). We denote the set of all proper runs by Dy (M).
o Itis complete if d € Tr. We denote the set of all complete runs by Do (M).
e Itis a partial run on t if mx(d) is a Q-prefix of t.

e Itisarunontif ms(d) = t. We denote the set of all runs on ¢ by D (M, t).

e Itis a g-run if m7o(d) = q. We use a superscript ¢ to indicate that a set of runs
is restricted to g-runs; this gives rise to the sets DY(M), D& (M), D¢,(M), and
DY(M,t).

We define the mapping [.]as: Ts(S%) — S€ by

[t]ni(a) = ZdeDQ(M,t) () -

We will often omit the subscripts y« and M from (.),, and [.] a7, respectively. It will be
clear from the context which M or pu is meant, respectively; either some WTA M is
fixed throughout a section or paragraph, or we compute (d) for arun d € D(M), and
then the quantification of d indicates p.

The (weighted) meaning [M] of M is the weighted tree language over ¥ and S with

[MI(#) = 2geq [ty - vq -

A weighted tree language ¢ over X and S is called recognizable if it is the meaning
of some WTA M over X and S. We say that two WTA M and M’ over ¥ and S are
equivalent if [M] = [M']. The language L(M) of M is the tree language defined by

L(M)=A{t|teTx,3qec Q: DI(M,t) #0,vy #0}.
If M is an FTA, then L(M) = [M]~'(1). A tree language L is recognizable if there is
an FTA M such that L = L(M).

Example 2.4.2 (Ex. 2.4.1 contd.) We show the mappings [.]as and [M]. For nota-
tional convenience, we will write the elements of S© as column vectors, where the first
row is the g;-component. By elementary computation, we obtain

[a] = (0%2> : [o(a, )] = (Mql : [[2]]%.()5) B (0(.]1) '

Now we form a general hypothesis. To this end, we define the family (¢, | n € N) of
trees in Tt by letting t) = « and t,,11 = o(a, t,,). It is easy to prove by induction on ¢

that
0.2-0.5" ift=t,,
[[t]]qo = .n
0 otherwise .
By the nature of v, we obtain [M](t) = [t]4- 0
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The WTA M is acyclic if, for every ¢ € Q, d € D(M), and w € pos(d), d(w) = ¢
implies w = e. It is unambiguous if, for every ¢t € T%, there is at most one run
d € D(M,t) with (d) # 0. We observe the following.

Observation 2.4.3 If M is bu-det, then it is unambiguous. Consequently, for every
t € T, there is at most one q € Q with [t], # 0.

The following observation follows from the distributivity law of the semiring.

Observation 2.4.4 Lett € T5,(S9) andt = o(ty,...,t1). Then

[t] = [o(Tta, - - [T -

If ¥ is a ranked alphabet, then we may define the X-algebra M associated with M
as the algebra with the carrier set S9 and, for every k € Nand o € »k),

UM(ul,...,uk) = [[U(ul,...,uk)]] .

In the approach of initial-algebra semantics [86], t™ is used in lieu of [t] to define
[M](t). By Obs. 2.4.4, we obtain that [t] = ¢*. This means that run semantics and
initial-algebra semantics coincide, which is a known fact [77, Sec. 3.2].

The first statement of the next observation follows from Obs. 2.4.4 (and vice versa),
while the second statement is a direct consequence of the definition of (.),,.

Observation 2.4.5 Let t € T (S9), t' € T5(S? U {z}), ¢ € Q, d € DI(M, 1), and
d € D(M,q-t"). Then

(02D - T = [t - #'] and ({d) qd) = (d-qd).

2.4.3 Order on runs

Next we define a “prefix” order T on the set Dy (M) of proper runs. We begin by
illustrating the idea behind C by means of an example.

Example 2.4.6 (Ex. 2.4.1 contd.) Two runs d, dy are in the C relation if do can be
obtained from d; by simultaneously replacing arbitrarily many occurrences of states,
each by a corresponding run, for instance:

0 C (q190, 0, 90) (41, 90)
C (q190,0.q0) ((e, 2, q1), q0)
C (Q1QO7 g, QO) ((67 «, Q1)7 (67 Q, QO)) :

q
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The set Dy, (M) and the relation = bear some resemblance to the set of sentential forms
and the transitive, reflexive closure of the derivation relation of a context-free grammar,
respectively; the main difference is that runs are more akin to abstract syntax trees than
to derivation trees. 0

Now we make the notion precise. First we define the family (A, | ¢ € @), where
Ag is a binary operation on the set D{(M), inductively as follows. Let ¢ € Q and
d,d" € DL(M). Then

q ifd(e) Ad'(¢)ord(e) € R,
dNgd =S de)(dh Ag d]1,- -, ifdle) =d(e) = (q1-qx,0,q).
d|k Nqy, d,’k)

We define the binary relation C,, on the set D (M) by letting d T, d' iff d = d Ay d',
and we define the binary relation C on Dy (M) by letting C = (J,c Eq- Itis easy to
verify that C is a partial order.

2.4.4 Properness

We call M proper if Zp€R|q wu(p) = 1forevery q € Q.

Lemma 2.4.7 Let S be w-continuous. Then S% is an w-complete poset and there is an
w-continuous mapping F: S© — S such that

tery [t] = sup{F"(0) | n € N} .

PROOF. By Thm. 2.3.8, S is an w-complete poset and addition and multiplication are
w-continuous. Then S is again an w-complete poset. We define the family (7} | i €
N) by letting 7; = T N ht~1(3), and we define F': S¢ — S? by letting

Fu)e = 2i-arorery, Mo Yo 1a1 Gk 0,0) -

Since (a) the semiring operations are w-continuous, (b) the composition of w-con-
tinuous mappings is again w-continuous, and (c) the supremum of a sequence of vectors
can be computed pointwise, we have that F' is w-continuous as well. Moreover, using
distributivity, it is straightforward to show by induction on n that

Fn(ﬁ) = Zie{o,...,n} EtETi [[ﬂ] :
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Finally, we derive

doters [t = D ien D ter 1] (infinitary sum operation)
= sup{>_icq0,..n} 2oter; [t] [ n € N} (Thm. 2.3.7)
= sup{F™(0) | n € N} . n

Next, we use Lm. 2.4.7 to show that, if M is proper, then } ;7 [t] < 1. We note
that the mapping F' from said lemma can be used to approximate this sum: for this,
we compute F'1(0), F2(0), ... until convergence or until some designated amount of
time is up. Details about this approximation and an alternative method that converges
quicker are discussed in [72].

Lemma 2.4.8 Let M be proper and S w-continuous. Then ) [t] < 1.

PROOF. Let F be the mapping from Lm. 2.4.7. It is easy to see that 1 is a fixpoint of F.
We derive

> ter. [t] = sup{F"(0) [ n € N} (Lm. 2.4.7)
=min{u |u = F(u)} (Thm. 2.1.1)
<1. (least fixpoint)

n

2.4.5 Root-state form, trimness
The root-state form is a normal form, i.e., we have the following lemma.

Lemma 2.4.9 ([3, Prop. 3.1], [16, Lm. 6.1.1]) For every WTA M there is a WTA M’
in root-state form such that M and M' are equivalent; however, bottom-up determinism
is not preserved.

PROOF. Let M = (Q, R, u,v). Welet f ¢ Qand M' = (QU{f},RUR i, f)
where

i R,:{(Q1"'qkuaaf) | Elq (Q1"'QkyaaQ) GR},

e ;. coincides with p on R, and

o Wlqr w0 f) = 2geq il ar 0.q) - vg.

Clearly, this construction does not preserve bottom-up determinism. In fact, this
preservation is impossible [16, Lm. 6.1.3]. ™
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Let M = (Q, R, u,v) be a WTA. A state ¢ € Q is reachable if there are gy € @,
d € D(M), and w € pos(d) with v(qg) # 0 and d(w) = ¢; and it is productive if
D&(M) is nonempty. A transition p € R is useful if there are qo € Q, d € D& (M),
and w € pos(d) with v(qp) # 0 and d(w) = p; otherwise p is useless. The WTA M
is trim if every state is reachable and productive. We note that then every transition
of M is useful. Converting a WTA into an equivalent trim WTA is called trimming or
reducing.

Lemma 2.4.10 Let M = (Q, R, 1, v) be a WTA and L(M) # (. Then there is effec-
tively an equivalent trim WTA M’ such that M’ is in root-state form if so is M.

PROOF. The reduction proceeds as known from context-free grammars. First, we de-
termine the set of productive states as follows. We let Qo = () and Q41 = {q |
g1 qr,0,9) € R: q1,...,q, € Qn}. Then, forevery n, Q,, C Qp+1and @, C Q.
Hence, Q.11 = Q, for some n. We let Q' = Q,. One can show that )’ is the set
of productive states. We note that Q' # () because L(M) # ). Second, we deter-
mine the set of reachable states of the WTA obtained from M by removing any state
that is not in Q’. To this end, we let Py = 0 and P,41 = {qo | @0 € Q',v(q) #
0yU{g | a1 qr0.q9) € Riqr,...,q € Q',q € Py, 1 < i < k}. Again,
we find that P,,+; = P, for some n, and that P, is the desired set. We construct
M'" = (P,, R, u|g,v|p,) where R’ contains exactly the transitions from R that only
use states from P,. It is easy to see that M is trim and that [M] = [M']. n

2.4.6 Bibliographic remarks

There is an established theory of WTA with varying weight domains, namely fields
[10], commutative semirings [3], continuous semirings [71, 116], m-monoids [116,
117, 125, 73, 175, 76], or tree-valuation monoids [56]. An overview of WTA over
semirings is given in [77].

A WTA (over a semiring) from the literature is a classical WTA by our definition.
When ¥ is a ranked alphabet, the generative capacity of WTA and classical WTA is the
same. We deviate from the literature by including the set R of transitions; this has four
advantages, as we can more easily

o define a subclass of WTA by restricting the syntax of transitions; in this way, we
will define weighted synchronous context-free tree grammars in Ch. 3,

e consider constructions that replace a single transition at a time; namely, the bina-
rization procedure of Ch. 4,

e consider a notion of usability of a state that does not depend on S, and
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e handle unranked trees (with bounded rank).

Note that there is a variant of weighted tree automata that allows specifying weighted
tree languages with unbounded rank [58, Sec. 3].

A potential fifth advantage of explicit transitions may emerge in the context of train-
ing, i.e., estimating transition weights from data. As in the case of probabilistic context-
free grammars [145, Sec. 6], it is conceivable that the data naturally suggest a set of
transitions, and focusing on this set may reduce the training effort. In fact, the state-
splitting method of [155] may be construed as WTA training, and the method uses
explicit transitions.

In the literature, a run is usually defined with respect to a tree ¢, namely as a mapping
from the set pos(t) of its positions into the set () of states. We deviate from the literature
by defining a run (roughly) as a tree with labels in RUQU.S?; this has three advantages,
as we can

e consider partial runs and the “prefix” order C on runs, which we will need in
Chs. 3 and 4,

e use tree manipulation functions, from which we will benefit a great deal in Ch. 5,
and

e compute the weight of a run using a homomorphism.
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3 Input product and output product of
a weighted synchronous
context-free tree grammar and a
weighted tree automaton

This chapter is a considerably expanded and revised version of [33, 32].

3.1 Introduction

Given a weighted tree tansformation 7 over ¥ and S and a weighted tree language ¢
over ¥ and S, the input product ¢ <\ T of ¢ and T and the output product T > ¢ of
@ and T are the weighted tree transformations over 3 and S defined by [128]

AT (s,t) = p(s) - 7(s,t) and T>@: (s,t) = 7(s,t) - p(t) .

In the following, for the sake of brevity, we restrict our attention to the input product.
The same ideas apply to the output product.

If C is a class of weighted tree transformations over ¥ and S, we may ask whether C
is effectively closed under input product (with recognizable weighted tree languages
over 3 and S). In other words, if 7 € C and ¢ is recognizable, we ask whether ¢ < 7
is again in C, and how to construct it. As argued in Sec. 1.5.1, such a closure result
allows for an effective algebraic decoder specification, e.g., if C is the class of STAG
meanings.

Let us review what is known about closure under input product, with a focus on
classes that contain STAG meanings. As a preparation, we relate the input product to
composition of two weighted tree transformations on the one hand and to the Hadamard
product of two weighted tree languages (also known as weighted intersection [145])
on the other hand. For this, we define the mapping f: S7> — ST5XTs by letting
F@)(t,t) = (1) and () (s, ) = O for s # ¢.

Given another weighted tree transformation 7/ over X and S, the composition T o 7’
of T and 7' is the weighted tree transformation over X and S defined by [75, Sec. 2.6]

Tot': (s, t) = >, 7(s,u) - 7' (u,t),
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3 Input product for weighted synchronous context-free tree grammars

type* grammar  product semiring
publication FCA1 formalism with restriction remarks
[161] O CFTG FTA Boolean
[144] - WLIG WTA  nonnegative reals
[127,Sec.7.2] -/ - - STAG FTA Boolean (1)
[113] Y STAG tree Boolean 2)
[146] YO SCFTG FTA Boolean

(this chapter) v v v - WSCFTG WTA commutative

* Formal closure result, Construction, Algorithm, Implementation.
(1) represents STAG as XTT with explicit substitution
(2) represents STAG as IRTG

Table 3.1: Results towards closure under Hadamard/input/output product.

where we assume that S is complete. Then we observe that

o<1 =f(p)oT and Toflp)=T>0.

If the class C contains f(¢p) for every recognizable ¢, then closure of C under compo-
sition implies closure of C under both input and output product. For instance, the class
of meanings of extended multi-bottom-up tree transducers is closed under composi-
tion, whereas the class of STAG meanings is not [66]. Consequently, it is worthwile to
consider the input product as a topic of its own.

Given another weighted tree language ¢’ over X and S, we observe that

flo) e =fleod)=paflY):

i.e., the input product can be used to compute the Hadamard product. Conversely,
the input product can be viewed as a simple generalization of the Hadamard product.
In fact, the corresponding constructions can be highly similar; roughly speaking, the
input-product construction is merely an intersection construction that accounts for an
additional, yet “uninvolved” component. This intuitive observation is substantiated
formally in the framework of interpreted regular tree grammars (IRTGs, cf. [112]).
Table 3.1 lists existing results with respect to the Hadamard product and the input
product. The first entry is the seminal result in this area: the class of context-free
tree languages is closed under intersection with regular tree languages. In [144] it is
shown that the class of meanings of weighted linear indexed grammars (WLIGs) is
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3.2 Weighted synchronous context-free tree grammars

closed under Hadamard product with recognizable weighted tree languages. WLIGs
are equivalent to tree-adjoining grammars (TAGs). It is not clear how this result can be
transferred to the synchronous setting. Providing a corresponding construction, [127]
and [113] indicate that the class of meanings of STAGs is closed under input and output
product with recognizable tree languages and singleton tree languages, respectively.
The work [146] extends this result to the class of meanings of synchronous context-free
tree grammars (SCFTGs), which contains all STAG meanings.

In this chapter, we show that the class of meanings of weighted synchronous context-
free tree grammars (WSCFTGs) is closed under input and output product with recogniz-
able weighted tree languages. Moreover, we show that this closure is effective by means
of a product construction, and we provide an Earley-like algorithm [60] for computing
at least the useful rules of said construction. As argued in [89] and [99, Sec. 13.4],
algorithms such as Earley’s are often used for parsing, which is, ultimately, an appli-
cation of the input product [145]. We note that WSCFTGs subsume many grammar
formalisms mentioned in Ch. 1, such as STSGs, STIGs, and STAGs [102]. WSCFTGs
provide additional expressive power, whose relevance to SMT has already been under-
scored in [146]; in particular, the authors cite recent findings concerning lexicalization
of tree-adjoining grammars [131].

We proceed as follows. First, we define WSCFTGs in terms of particular WTA,
and we define the WSCFTG meaning of these WTA (Sec. 3.2). Second, we prove our
closure result (Sec. 3.3). More specifically, given an WSCFTG G and a WTA M, we
construct a WSCFTG M <G with [M <G] = [M] <[G]. We prove our closure result
(Thm. 3.3.3) by showing a stronger statement: we relate the runs of G and M on the
one hand to the runs of M <1 G on the other (Lm. 3.3.2). Roughly speaking, our result
implies that, if M is unambiguous, then the n best runs of M <1 G correspond to the
n best runs of G, when adjusted according to the input product. Third, we derive the
Earley-like algorithm for computing at least the useful rules of M <1 G, and we indicate
that the algorithm is correct (Sec. 3.4).

We end this chapter with a conclusion, discussion, and outlook (Sec. 3.5).

3.2 Weighted synchronous context-free tree grammars

For the remainder of this chapter, let S be a commutative semiring.

Let ¥ be an alphabet and I, m,ry,...,7 € N. By Cx(m,r1,...,r;) we denote the
set of all unranked trees t over X U X; U Y}, that are linear and nondeleting in X; UY,,
such that (i) ¢(w) = «; implies rk;(w) = r; and (ii) t(w) = y; implies rk;(w) = 0.
Note that Cx;(m) = Cx(Y,,) and Cx(0) = T¥.

A weighted synchronous context-free tree grammar (WSCFTG) G over ¥ and S is a
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3 Input product for weighted synchronous context-free tree grammars

tuple (Q, R, 1, v) where
e (Q is a ranked alphabet with Q(©) = (),

e Ris a finite set of triples (q1 - - - g1, (C¢’), q) where
-q,q1,..-,q € Qand
- (, ¢ € Cs(tk(q),rk(q1), - - -, vk(qr))s
e i R— S, and
e v: Q0 = 8.
Let G = (Q, R, 1, ) be a WSCFTG over ¥ and S, and let I be the ranked alphabet
with
I'={"Y|3q,.  ..q.q: (@ qo0q€R}.

Then G can be viewed as a WTA G’ = (Q, R, i, /') over I" and S where 1/ extends v
by mapping every element of @\ Q) to 0. In the following, we will identify G and G'.
We will also employ the notation G = (Q, R, i, qo) if G is in root-state form. For a
transition p € R, p = (q1---q1,(C{'), q), we call ¢ and ¢’ the input tree and output
tree, respectively.

Example 3.2.1 We consider the WSCFTG G = (Q, R, 1, ¢1) over X and Real, where
e ¥ ={S,NP,VP,...},
o QY ={q1,q2, g3} and QW = {f},

e R and p are given in Fig. 3.1; for every transition p € R, p = (q1 - q1, @, q),
the figure contains a line ¢ — «(q1,...,q) # w(p), which is preceded by a
shorthand for p. ]

Next we will define the WSCFTG meaning of (z, which is a weighted tree transfor-
mation over 3 and S. We do so in the spirit of bimorphisms [6], where the WTA G
specifies the weighted center language [G], and we define two embedded tree homo-
morphisms h; and hg, which retrieve from a center tree the derived input tree and output
tree, respectively.

Let ¢ € Cx,(m,71,...,7;). We define the mapping ¢/ : Tx(Y)! — Tx(Y) by

Mt t) = Cla/ti) - (o /1) -

As mentioned in Obs. 2.2.1, we may imagine that we substitute the variables sequen-
tially. This lets us specify the type for intermediate results, as follows.
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3.2 Weighted synchronous context-free tree grammars

pi: q — ai(qe, g, f)
p2: q2 — 042()

#1
#0.6
#0.4

")

p3: q2 — a3(q3)
T3 T3
\ \
S S
/\ AN
o= ( T VP VP 71
! /\ |
V T2 A
| |
saw sah
S S
/ N\ / \
o _< Adv U1 Adv Y1
> | |
yesterday gestern

)

pa: @3 —=au() #1
ps:  f—=as() #1
N‘P N‘P

w=( YY)
Mary Mary
NP NP
/\ /\
T T
(1 1)
man Mann

D D

a €men

Figure 3.1: WSCFTG with initial state ¢; (adapted from [98, Fig. 2.4]).

ex:
a2
S: /S
A‘dv \S
yesterday NP VP
AN
v NP
A
Mary saw ]‘) N
a man

AR
a3

Adv

gestern

as

/S\S
L

VP P

| /N
prog
sah Mary einen Mann

Figure 3.2: Center tree &qy, input tree s = hi(&ex ), output tree ¢t = ho(ex)-
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3 Input product for weighted synchronous context-free tree grammars

Observation 3.2.2 Let ( € Cx(m,r1,...,17), t1 € Cx(r1),...,t; € Cx(ry), and
Jj e {O, ey l} Then C(].%‘l/tll) s (].%j+1/tj+1[) € Cg(m,Tl, R ,Tj).

We define the embedded tree homomorphisms hy, hy: Tr — Tx(Y') by

hi((C1G)(&rr - &) = ¢ (hal&), - -, hil&r))

for every (C1(2)(&1, ..., &) in Tr. We call the trees in L(G) center trees. For every
center tree &, we call (h1(£), ha(§)) the derived tree pair for €.

Example 3.2.3 (Ex. 3.2.1 contd.) Let & and s be the trees from Fig. 3.2. We show
that hy (éex) = s and [G](éex) = 0.24. We begin with the former. To this end, let ¢ be
the input tree of p;.

First, we apply the definitions of h; and ¢!, and we introduce abbreviations:

h1(8ex) = C(z3/ ha(as))(x2/ hi(as(aq)))(z1/ hi(az2)) -
t3 to t1

Second, we perform an auxiliary computation for 1, t2, and ¢3; we derive

t1 = hi(ag) = NP(N(Mary)) ,
ta = hi(as(as)) = NP(z1,N(man))(z1/hi(as)) = NP(D(a), N(man)) ,
ts = hi1(as) = S(Adv(yesterday), y1) -

Finally, we derive

hi(€ex) = w3(S(w1, VP(V(saw), 22))) (23/t3) (w2/t2) (21 /1)
= S(Adv(yesterday), S(z1, VP(V(saw), z2)))(x2/ta) (z1/t1)
= S(Adv(yesterday), S(z1, VP(V(saw), t2)))(z1/t1)
= S(Adv(yesterday), S(t1, VP(V(saw), t2))) = s .

We can show in a similar fashion that ha(&ex) = ¢, where ¢ is also given in Fig. 3.2.
Now we show that [G](£ex) = 0.24. It is easy to see that

p1(p2, p3(pa), ps)

is the only g;-run on &g«. Let us call this run d. We derive

[GT(€ex) = (d) = pu(p2) - 11(pa) - u(p3) - ups) - p(p1)
—06-1-04-1-1=0.24. -
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3.2 Weighted synchronous context-free tree grammars

WSCFTGs are “type safe” in the following sense. Let { € Cx,(m,r1,...,77). A tree
€ eTr, &€= ()&, ..,&), is called type conformant if &, is type conformant and
hi(&,) € Cx(r,). The following lemma comprises our type-safety statement.

Lemma 3.2.4 Letr ¢ € Cx(m,r1,...,1), & € Tr, and & = (CC) (&, ..., &). If € is
type conformant, then h;(§) € Cx.(m). If D(G, &) # 0, then  is type conformant.

PROOF. The first statement follows from Obs. 3.2.2.

For the second statement, we prove the following statement by induction on n. For
everyn € Nand & € Tr, if [pos(§)| < nand D(G, &) # 0, then & is type conformant.
For the induction base (n = 0), there is nothing to show. For the induction step (“n —
n + 17), we let & € Tr with |pos(§)] < n + 1 and D(G,§) # 0. Then there are
(€¢) €T, &1,....& € Tp,d € D(G,€), and p = (q1 -+~ qi, (¢('), q) such that § =
(¢ (&1, .., &) and d(g) = p. Then ¢ € Cx(rk(q),rk(q1),...,rk(g)) and the input

tree ¢, of &, (¢) isin Cx.(rk(q,), 7], ..., r},) forsome {" and 7, ..., 7},. By the induction
hypothesis, &1, . . ., & are type conformant, and by the first statement of the lemma, we
obtain that h;(¢,) € Cx(rk(q,)). n

Corollary 3.2.5 For every & € Tr with [G](§) # 0, we have that h;(§) € Tx.

PROOF. Since [G](£) # 0, we have that D(G, &) # @ for some ¢ € Q). By
Lm. 3.2.4, h;(§) € Cx(0), thatis, h;(§) € Tk. n

Finally we define the WSCFTG meaning of G. For this, we call G admissible if
(i) S is complete or (ii) {£ | £ € L(G),Vi: h;i(§) = t;} is finite for every (t1,t2) €
Ty, x Tx.. Let G be admissible. The (WSCFTG) meaning [G]’ of G is the weighted tree
transformation over ¥ and S with

[G] (s,t) = dehfl(s)mhgl(t) [G(&) -

We can satisfy Condition (ii) by requiring that G be productive. This property has
been discussed, e.g., in [74]. In our setting, it amounts to

(€1, el = G E{z1,z1(n1)},

which is easily tested for by looking at the transitions of G.
In the following, we usually omit the prime from [G]’; there is no confusion with the
WTA meaning because of the different type.

Example 3.2.6 (Ex. 3.2.3 contd.) Let &y, s, and ¢ be the trees from Fig. 3.1. It is easy
to see that ;' (s) Ny ' (t) = {€ex}, and we compute

[G](s,t) = [G](&ex) = 0.24 .

As we will see in Ex. 3.3.4, we can use the input and output product to compute
[G](s,t) algorithmically. 0
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3 Input product for weighted synchronous context-free tree grammars

p1: q—oai(q, f) #0.3 ps: f—as(f) #0.7
p2: g — az() #1 pa: f—aa()  #1

S S
fc‘z x‘z /\d /cll\
NSRS
| |
</x1\> </x1\> b/s\ /IS\
Yy1 ¢

b ¢ Y1

o] =

az=(0 ¢) ag=(y1 y)
Figure 3.3: WSCFTG G from Ex. 3.3.1 (adapted from [98, Ex. 2.2]).

3.3 Closure under input and output product

3.3.1 Example and objective

Example 3.3.1 We consider the WSCFTG G given in Fig. 3.3 in the same style as in
Ex. 3.2.1, where q is the root state and f is a unary state. Figure 3.4 shows the shape
of the center trees of G and a concrete derived tree pair. The weight of a center tree of
the given shape is 0.3% - 0.771F "+ and the derived tree pair for such a center tree
corresponds to the following pair of strings:

(7B (- @b (O)m ™) - e ™, (ad)™ (be)™ (- ((ad) " (be) " (0)" )

Furthermore, we consider the WTA M = (P, Ry, jupr, 0) with root state 0 shown
in Fig. 3.5(a). The states 0 and 1 recognize backbones of even and odd lengths, respec-
tively. Then [M] maps trees of the form shown in Fig. 3.5(b), where the unlabeled
nodes may carry any label in {a,b,c,d, (,)}, to the weight 0.5%" - 0.24" if the number
of occurrences of S is 2n. Every other tree is mapped to 0.

The input product [M] < [G] maps pairs like in Fig. 3.4(c) to 0.52" - 0.24" . 0.3 .
0.7+ 1% if 2n = k + 2(ny + - - - + ny). Every other pair is mapped to 0.

Our aim is to to construct a WSCFTG M < G with [M < G] = [M] < [G]. For our
example, such a WSCFTG is shown in Fig. 3.6. The underlying idea is to incorporate
the behavior of M into G. To this end, we augment the states of GG by states of M,
so that we have sufficient information to simulate M on the input tree of each rule of
M <1 G. We note that the input tree in a3 contains exactly two nodes labeled S, so this
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3.3 Closure under input and output product

S S
a/S‘\d a%S
a/g\d a4s

b/g\c b%s

b/S‘\c b%S
| /1N /1N
: (S ) (S )
a3 a/S‘\d a%S
a4(a) b/S‘\c b%s
/N /N
0 O]
(b)

Figure 3.4: (a) Shape of center trees of GG, where k € N and nq,...,n; € N.
(b) Derived tree pair for k = 2, n; = 2, and no = 1.

S
05 /N
: 2n

(rlr, S,0)

(rOr,S,1) — 0.5 |
(£,0,0) — 1 S
(e,z,r) — 0.2 x € {a,b,c,d,{,)} /\\

O
@ (b)

Figure 3.5: (a) WTA M from Ex. 3.3.1.
(b) Shape of trees with nonzero weight in [AM], where n € N.
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3 Input product for weighted synchronous context-free tree grammars

(¢.0,¢) = a1((g, 1,¢),(£,0,0))  #0.3-(0.5-0.2%)
(¢,1,¢) = a1((g,0,), (f,1,1))  #0.3-(0.5-0.2%)
(q,0,e) = az() # 1.0
(£,0,0) = a3((f,1,1)) #0.7-(0.52.0.2%)
(f,1,1) = as((£,0,0)) #0.7-(0.52.0.2%)
(£,0,0) = a4() # 1.0
(f,1,1) = au() #1.0

Figure 3.6: WSCFTG M < G for Ex. 3.3.1.

tree does not affect the parity of the total number of S-labeled nodes. Hence, transitions
of M < G with a3 only contain the states (f,0,0) and (f,1,1), but not (f,0,1) or
(f,1,0). Also note how these transitions alternate between said states. )

In the following, we show that the class of meanings of admissible WSCFTGs is ef-
fectively closed under input product with recognizable weighted tree languages. How-
ever, we do not prove this result directly. We rather consider a stronger statement. For
this, let M = (P, Ras, pupr, var) be a WTA over ¥ and S. Moreover, letp € P, m € N,
s € Cx(m),and p’ = (p1,...,pm). Then we define

DWP)Y (M, s) = DP(M, s[y1/p1] - [Ym/Pml]) -
Recall that (G is both an admissible WSCFTG over > and S and a WTA overI"and S.

Lemma 3.3.2 There is effectively an admissible WSCFTG M <1 G = (Q', R, i/, V')
over ¥ and S such that M < G is also a WIA over T and S, Q' =, QM) x P x P™
with the ranks carried over from (@), qu,:m o = Vg (va)p, and the following holds.
Let & € Tt be type conformant, s = h1(§), and s € Cx,(m). Then there are families

(S@p) |PE PP € P")and (1y | ¢ € Q') such that

o is an equivalence relation on D®P) (M, s),

=(p.p)

.71'(

app) D@rP) (M <G, &) — DI(G, ) x DWP)(M, $)/ =, is bijective,

o 7y (d") = (d, D) implies (d') = (d) - > .cple).

Let us consider some intuition for the lemma. As illustrated in Ex. 3.3.1, the con-
struction of M <1 G involves “guessing” (and thus fixing) a state of M at various posi-
tions in the input tree. Roughly speaking, the equivalence relation =, ) relates those
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3.3 Closure under input and output product

runs of M that coincide at exactly these “guessing” positions; that is, each equivalence
class corresponds to one way of guessing these states. We will prove Lm. 3.3.2 in two
steps. We will construct M <1 GG in Sec. 3.3.2, and we will show the remaining part in
Sec. 3.3.3. Now we show how the lemma implies our closure result.

Theorem 3.3.3 Let G be an admissible WSCFTG and M a WTA, both over ¥ and S.
There are admissible WSCFTGs M <1 G and G > M such that

[M<G]=[M]<[G] and [G>M]=][G]>[M].

PROOF. Let M = (P, Ry, jiar, var)- For reasons of symmetry, we only prove the part
of the theorem pertaining to M < G. Let M < G = (Q', R/, i/, V") be the WSCFTG
from Lm. 3.3.2. First, we show that [M < G](§) = [M](s) - [G](§) for every type-
conformant tree £ € Tt and s = hy(§). Using the families from said lemma, we
derive

[M <aG](E) =2y e (deepq’(ch,g) (d)) - Vo
d) - Yeeple)) g (var)p

(my bijective)

= ZqEQ(O),pGP (Zdqu(G,g),DeDP(M,s)/E(pﬂg)

= ZqEQ(O),pEP (Edqu(G,g),eer(M,s) (d) - <€>) Vg (VM)p
(distributivity, partition)

= (ZpGP,eEDP(M,s)<e> ) (VM)p) ’ (quQ<0>,dqu(G,g) (d) - VQ)
(commutativity, distributivity)

= [M](s) - [G](E) - (distributivity)
Then, for every s,t € Ty,

[M < G(5,t) = Sen-1 wyms 1 [M < GL(E)

=2 eeny (symng (oM 1(s) - [GT(E) )
= [M](s) - dehfl(s)mhgl(” [G](€) (distributivity)
= [M](s) - [G] (s, 8) = (IM] < [G]) (s, ) -

At (1), we use the statement that we derived first, together with Lm. 3.2.4. n

Example 3.3.4 (Ex. 3.2.3 contd.) We indicate how to use the input and output product
to compute [G] (s, t). We can easily construct WTA M, and M; over ¥ and S such that

[M:](s) =1, [M:](t) =1, [M](s) =0, [M:] () =0
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3 Input product for weighted synchronous context-free tree grammars

for every s’ # s and ¢’ # t. Then

[Gl(s,t) = Xy o ([Ms] < [G] &> [ME])(s, )

= Zslﬁt, [Ms <G> M(s',t) (Thm. 3.3.3)
= deTF IIMS <G> Mt]](f) = Z.geTF [[gﬂquGDMt -V
= (ZEETF [[ﬂ]quGDMt) ZR (distributivity)

where 1/ is the root-weight mapping of My <1G > M. For every WTA M over I"and S,
we can compute Y ., [§] ar atleast approximatively by using the fixpoint method that
is indicated below Lm. 2.4.7. O

3.3.2 Constructing the product WSCFTG

Here we provide our construction of the WSCFTG M <1 G, whose existence is pos-
tulated in Lm. 3.3.2. Let G be a WSCFTG and M a WTA, both over X and S, with
G =(Q,R,p,v)and M = (P, Rys, pipr, Var)-

First, we enrich M so that it can accept trees such as those that occur in I, that is,
including variables. To this end, let { € Cx,(m,r1,...,1). A (state) assignment for ¢
is a mapping # that maps each variable x, that occurs in  to an element of P x P™ and
each variable y, to an element of P. Finally, # maps the special symbol ¢ to an element
of P. Then, for every assignment 6, we define the WTA M€ over ¥ U X; U Y,, by
M6 = (P, Ry, itare, 0(¢)) where

® Ryg =Ry U{(p,2,p) | 0(z,) = (. 0")} U{(e, 9, p) | O(w.) = P},
o pumo(p) = pam(p) if p € Ry, and
o umo(p) =1ifp & Ry

Second, for every transition p € R and suitable 8, we let M6 “run” on the input tree
of p. Formally, we define the product WSCFTG M <1 G of M and G by

M<G=(U,Q™ xPxP" R i),

where the ranks of the states are carried over from (), VE 0.0e)

are defined as follows. Let p € R, p = (q1 - - q1, (¢¢'), q), m = rk(q), 0 an assignment
for ¢, and p’ = (6(y1),--.,60(ym)). Then we let

= vg-(Vnmr)p, and R and 4/

o0 = (a1, 0e0) -+ (a0, 6), (O, (4 (6(0), 1) )
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3.3 Closure under input and output product

and pf € R'if ( € L(M6). Then its weight is given by

1 (p0) = p(p) - [MO](C) .

This definition is sound because the mapping with (p, #) — p6 is injective. There are
no further elements in R’. We note that we have identified Q™) x P x P’ (a set of
triples) with Q™ x (P x P’) (a set of pairs whose second component is a pair). We
will continue to do so.

We have that |R'| < |R| - |P|¢ where C' = max{rk(qo) + - + tk(q) + 1+ 1 |
(q1---q,a,q0) € R}. More specifically, the factors |R| and |P|¢ are due to the
choices of p and 6, respectively. An inspection of C' suggests that, if we want to keep
the cost for the input product low, then we should try to represent [G] with a WSCFTG
whose states and transitions have as low rank as possible.

Example 3.3.5 (Ex. 3.3.1 contd.) In addition to the transitions shown in Fig. 3.6, the
WSCFTG M < G also contains the following transitions:

(£,0,1) = a3((f,1,0)) #0.7-(0.5*-0.2),
(£,1,0) = a3((£,0,1)) #0.7-(0.5*-0.2).

As argued in Ex. 3.3.1, applying p3 does not affect the parity of the total number of
S-labeled nodes. Hence, these transitions do not occur in any (g, 0, €)-run of M < G,
and they can be discarded. O

3.3.3 Proof of Lemma 3.3.2

It is easy to see that M <1 G is admissible, because L(M < G) C L(G). We prove the
remaining statement of the lemma by induction on the size of £. More precisely, we
prove by induction on n that the following statement P(n) holds for every n:

P(n): Let £ € Tr be type conformant, s = hy(§), and s € Cx(m). If
[pos(§)| < n, then there are the families as postulated in the lemma.

For the induction base (n = 0), there is nothing to show. We show the induction
step (n — n + 1). For this purpose, let n € N such that P(n) holds (the induction
hypothesis). We show P(n+1). To this end, let £ € Tt be type conformant, s = hy(§),
s € Cx(m), and |pos(£)| < n+ 1. There are (') € T" and &1, ..., & € Tt such that
€ =(C¢) (&, ..., &). Clearly, &, is type conformant and |pos(&,)| < n.

By applying the induction hypothesis to &1, . . . , &, we obtain the families =; and 7
up to =; and 7, respectively. In the following, we will often omit the subscripts (p, p’)
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3 Input product for weighted synchronous context-free tree grammars

and ¢’ from =, and ,, respectively. Before we construct = and 7, we introduce the
following notion and lemma.

A composition item s is a tuple (0, eg, e1, . . ., ;) such that  is an assignment for (,
eo € DY©)(MB,¢), and e, € D@ (M, hi(€,)). The composite [s] of s is defined by

[s] = v'(eo)l(v(el), oo(e)),

where v(e,) is obtained from e, by replacing every occurrence of a state in P by the
label of h(&,) at the same position, and v’ replaces every occurrence of a transition
containing a variable x, or y, by the respective variable or by (y, ), respectively.

Lemma 3.3.6 Foreveryp € P, p' € P, and e € D(p’pl)(M, s), there is exactly one
composition item s with [s] = e.

PROOF. We prove the following statement by induction on {. For every !l € N, ( €
Cs(m,r1,...,11), 81,...,5 with s, € Cs(r,), and e € D@P)(M, (! (s1,...,51)),
there is exactly one tuple (6, e, €1, ..., ¢e;) such that 6 is an assignment for (, ey €
DYN(MB, ), e, € DY@ (M, s,), and e = v'(eg) (v(er),...,v(e)), where v’ and v
are defined as before.

We prove the induction base (I = 0). For this, we let wq, ..., w,, be the positions
of y1,...,ym in ¢, respectively. Then we construct py, ..., py, by letting p, = e(w,),
eo = e[(&,y1,P1)|w; - [(& Ym: Pm)lw,» B(0) = wp(e), and O(y,) = p,. Itis easy to
see by the definition of v’ that (6, eg) is the only tuple with the desired property.

For the induction step (I — [+ 1), we let ¢’ = {(x+1/51+1)- By Obs. 3.2.2, we have
that ¢’ € Cx(m,r1,...,7) and, thus,

sty sisia1) = (C) (51,0 s1) -

Hence, we can apply the induction hypothesis, obtaining the tuple (¢, ef, €], . .., €]).
Let kK = 7741, w the position of x;;1 in ¢ and wy, ..., wy the positions of y1, ...,y
in s;41, respectively. Then we construct p, p1,. .., px by letting p = 7p(ef|w) and
pb; = 7TP(66|wwj)’ P = (pl e 'pkalerlap)’ €0 = 66[,0(66’11;11;17 cee 766|wwk)]w, €, = G/L
fore € {1,...,1}, er41 = (ep[P1]wws * - [PkJwwy, ) lw, and we let 0 be obtained from ¢’
by adding the entry z;1 — (p, p1 - - - pr). We derive
e=1'(ep) (v(e}),...,v(e)) (induction hypothesis)

=/ (eollp/ (e ) (), . v(e])

=v'(eg)  (v(er), ..., v(e), v(er1)) -
Again, it is easy to see that (0, eg, e1,...,e;41) is the only tuple that has the desired
property. n
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Now we define =. Let e1,es € D(p’p,)(M, s). We let e; =(,,) e iff there

are composition items (01, e10,€1,1,...,e1;) and (02,e20,€21,...,e2;) with com-
posites e; and eg, respectively, such that 6; = 62 and e, (EL)(;(IL) e, for every
ved{l,... 1}

Finally, we define 7. Let & € DP?)(M < G,¢), d = (pf)(d,,...,d,), and let
m1(dy) = (d1, D1), ..., m(d)) = (dj, D;). Note that D, € D@ (M, hy(€,))/=,. We
let 7 (d') = (d, D) where

d:p(dl,...,dl) ,
D = {[[(9)60)617 .. .,61)]] ’ €0 S DG(Q)(Mevg)veL S DL} .

q,p,p')

We have to show that our definition of 7 is sound, i.e., that (d, D) € D(G,§) x
D@P) (M, $)/=,,- Itis easy to see that d € D(G, €); and we focus on D. Since

ph € R', we have that there is an ey € D?©) (M6, ¢). By the induction hypothesis, D,
is an equivalence class and, thus, not empty. Hence, D is not empty either, and there is
an e € D. It remains to show that ¢’ = e iff ¢/ € D for every ¢ € D®?) (M, s). This,

however, is straightforward due to the definition of =, ).

Lemma 3.3.7 For every (q,p,p’), the mapping T(q.p,p) IS injective.
PROOF. Let ¢ = (¢,p,p/) and dy,dy € D@PP)(M < G, €) such that 7, (d}) =
7y (d5). We show that dj = dj. To this end, let 7y (d}) = (di, D1) and 7wy (dy) =

(dg2, D3), and let
m(dih) = (dig,D11), ..., m(di)) = (diy, D1y) s

) )

!
1]
mi(dsyli) = (dojy, Do), ..., m(ds)i) = (doy, Day) -

‘We derive

which implies

p1L= P2 (3.1
di, =da, . (3.2)

) )

Since D; is an equivalence class, it is nonempty, and there is an e € D;. Since D; =
Dy, we also have e € D,. By definition, there are composition items (61, €10, ...,€1)
and (A2, €2, ...,ez;) with the same composite e. By Lm. 3.3.6, these composition
items coincide and, consequently,

01 =10>. (3.3)
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3 Input product for weighted synchronous context-free tree grammars

Furthermore, we obtain that Dy, and D, share an element (denoted by both e, and
e2,). Since these sets are equivalence classes, we conclude that

Di,=Dy, . 3.4)

By the induction hypothesis, (,), is injective for every ¢’. Thus, (3.2) and (3.4)
imply )|, = d5|,. By (3.1) and (3.3) we obtain d (¢) = d(e). n

Lemma 3.3.8 For every (q,p,p'), the mapping m, , .y is surjective.

PROOF. Let ¢ = (¢,p,p') and (d, D) € DY(G, &) x D@ (M, 3)/E(p_p,>. We con-
struct a d € DY(M <1 G,€) such that my(d') = (d, D). Since D is an equiva-
lence class, it is nonempty, and there is an e € D. By Lm. 3.3.6, there is a com-
position item (6, e, €1, ...,€;) with composite e. By D, we denote the element of
D@erl) (M, hl(fb))/f(p“p;) that contains e,, where p, and p/ are read off from e, in
the obvious way, i.e., such that e, € D(pe:pl) (M, hi(&,)). By the induction hypothesis,
(m,)q is surjective for every ¢/, and there are d1, ..., d; such that w,(d,) = (d|,, D,).
We construct d’ = (d(e)0)(d}, . .., d)).

We show that 7y (d') = (d, D). To this end, let 7y (d') = (d', D). Thend = d' is
straightforward to show, and we turn to the proof of D = D’. We observe that e € D
(by assumption) and e € D’ (by definition). Since D and D’ are equivalence classes,
the fact that they share an element (namely, e) implies that they are equal. n

Lemma 3.3.9 Let m(y,, 1\ (d') = (d, D). Then (d') = (d) - 3. pe).

PROOF. There are p and 6 such that d'(¢) = pf. We let m1(d'|1) = (d1,D1) up to
Wl(d/‘l) = (dl,Dl). Then

(d) = (H (d].)) - ' (p)
= ([1,(d. ( cep,(€))) - u(p) - [MO](¢)  (Def. i/, induction hypothesis)
IL.(d

( L ) ) - [MO](C) - T1, (ZeLeD <6L>) (commutativity)

= (d) - zeoeD9<<>>(Me Oerrer: even, (€0) - T1,(€) (distributivity)
=(d) - ZeoeDG(O)(Me O)e1,mer e.en, (U v'(e0)! (v(er), . .. s v(€0))) par

(commutativity)

= (d) - Xeeple) - ]
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3.4 An Earley-like algorithm for the input product

3.4 An Earley-like algorithm for the input product

As shown in Ex. 3.3.5, the product WSCFTG M <1 G of a WTA M and a WSCFTG G
may contain “useless” transitions, in the sense that they do not occur in the computation
of [M < G]. In this section, we assume that M/ and G are in root-state form, and we
consider a strategy for enumerating the transitions of M <1 G that attempts to avoid use-
less transitions. For this, we take inspiration from Earley’s algorithm [60] for parsing
with context-free grammars. Ultimately, this approach leads us to Alg. 3.1. Be advised
that in the worst case, when M <1 G does not contain useless transitions, we still have
to construct every transition.

3.4.1 Reasoning about useful transitions

It is possible to compute the set of useful transitions of M <1 G: for example, we
can reduce M <1 G, as stated in Lm. 2.4.10; then the remaining transitions are useful.
However, this procedure involves exploring the whole set of transitions of M < G,
which is exactly what we want to avoid. So we settle for an approximation, that is, we
compute a superset of the set of useful transitions. For instance, we can employ the
following simple observation.

Observation 3.4.1 If a transition (q1 - - - qx, @, q) is useful, then the states qi, ... ,q
and q are reachable.

In other words, if we want to avoid computing useless transitions, then we might focus
on transitions that only contain reachable states, which is reasonably simple.

In the remainder of this section, we will develop a more sophisticated approximation,
which is inspired by Earley’s algorithm. For this, we recall from Sec. 2.4.5 that the
notion of a reachable state is defined in terms of the existence of a certain run of M <
G. We introduce the concept of a base-item tree, which generalizes the concept of a
run. Roughly speaking, base-item trees incorporate the idea that, instead of treating a
transition pf of M <1 G as an atomic entity, we can construct it gradually by performing
a depth-first left-to-right simulation of M on the input tree of p.

Example 3.4.2 (Ex. 3.3.5 contd.) Figure 3.7 shows a visualization of two base-item
trees for (¢,0). In general, a base-item tree 0 for a pair (¢,p) € @ x P has one of
four possible shapes: either it consists only of the state g, or the pair (g, p), or it is a
complete (g, p, p’)-run of M <1 G for some p’, or its root is labeled by a base item.

A base item represents a partial construction of a transition of M <1 G; and for its
description we need the WTA M, which is obtained from M by adding all suitable
transitions for the variables occurring in (, each with weight 1. A base item consists of
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To o0

p1 S 2
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(57 Oy, (fa 1, 1))
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Figure 3.7: Two base-item trees of Ex. 3.4.2, where the base items are visualized as boxes.
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3.4 An Earley-like algorithm for the input product

a transition p € R/, a partial p-run d of M on the input tree ¢ of p, a “bullet position”
in d, and an “active index” a. Each base item is visualized as a box whose contents
are, from left to right, p, , d, and a. The bullet position is visualized as a @ in d. The
run d is of a certain shape: all positions left of the bullet are labeled by a transition; all
positions right of the bullet are labeled by a state. The active index a ranges from 0 to
rk(p), and if it is positive, then the bullet is directly in front of the position labeled x,,
in (; here we use that every position in d is also a position in (.

When the root of § is labeled by a base item for some transition (¢ - - - ¢, @, q) of G,
then it has [ successors 61, ...,d;. If the active index a is positive, then J, is a base-
item tree for (qq, ps) Where p, is the state in d directly behind the bullet. If ¢ # a and
(p, z,,p) occurs in d, then §, is a complete (g,,p, p’)-run of M < G. If 1 # a and z, is
right of the bullet, then 6, is just g,.

We note that the occurrences of base items in a base-item tree form a “spine”: every
such occurrence is either at the root or a successor of another such occurrence, and then
it is the only successor that is labeled by a base item. O

Now we make the concepts of Ex. 3.4.2 precise. Let ¢ € Cx(m,r1,...,7r;). Then
the WTA M, over X U X; UY,, and S is obtained from M by adding the following
transitions with weight 1:

(', x,p) (1<.<l,peP,pepPnr)
(£, 9.,p) - (1<i:<m,péeP)

Let d € D(M¢) be a partial run on . We observe that, for every v € X; UY,,, d
contains at most one transition with the terminal symbol v. If it does contain such a
transition, then we denote it by d(v). If d does not contain the respective transition,
then the notation d(v) is not defined. Accordingly, whenever we employ the notation,
we imply that the transition be contained.

In the following, when we reason about bullet positions, we will often use the lexi-
cographic order on N* (see Sec. 2.1.3) and denote it by <. Let A be an alphabet and V'
a set. For every tree t € Ta(V'), the set bpos(t) of bullet positions of t is defined by

bpos(t) = {(2,0), (&, 1)} U {(1w,j) | w € pos(t),j € {0,...,rky(w)}} .
Example 3.4.3 We can imagine a bullet position (v, j) of ¢ by means of a tree obtained
from ¢ by putting a special root symbol T on top and inserting exactly one occurrence

of e, as illustrated in Fig. 3.8. Then v(j 4 1) is the position of the bullet in the modified
tree, and a position w € pos(t) is left of the bullet if 1w < vj. 0
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T T T T T

/\ \ \ \ /\
AN /1N SN
a f o a §f a e f3 a B e a B

(,0) LC (1,0) C (1,1) C (1,2) C (&)

Figure 3.8: Viewing the bullet as a node in a variant of the tree 6(a, /3).

Let o € bpos(t) and ¢ = (v, j). We define two unary predicates on pos(t), “is left
of ” and “is immediately right of ", as follows. Let w € pos(t). Then we let

w<e < lw<vj and ow — lw=v({+1).

For every § € AUV we use § < e to denote that there is a w € pos(t) such that
t(w) = § and w < e; and likewise for e4.

Moreover, we define four partial mappings —, |, <, and 1 of type bpos(¢) — bpos(t)
as follows.

L. If j < 1ky((v), then e— = (v, 5 + 1).

2. If j <tky(v), then oL = (v(j +1),0).

3. If j > 0, then ¢« = (v, 5 — 1).

4. Ifv =25 with v’ € N* and j' € N, then o1 = (', j').

Finally, we define the order C on bpos(t), illustrated in Fig. 3.8, by
(0HEW, ) = v+ <V +1).

In order to facilitate our upcoming considerations, we introduce a new (pseudo) tran-
sition Q. Welet §o € Q, Q = Q U {cj((]o)}, and Q = (qo, (x171),Go). We note that
Q & R. Nevertheless, we will transfer concepts defined for elements of R, such as the
input tree, to €2 as well. This transfer is possible because a WSCFTG with the transition
() exists, and said concepts do not depend on the assumption that 2 ¢ R.

A base item is a quadruple (p, d, e, a) such that

(i) pe RU{Q},
(i) d € D(M;) is a partial run on the input tree ¢ of p,

(iii) e € bpos(d) such that d(w) ¢ P iff w < e for every w € pos(d),
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@iv) a € {0,...,rk(p)} is called the active index; and if a > 0, then ez,.

We note that we abused notation in the last item. Since e € bpos(d), we also have
e < bpos((), and we interpret ex, in that sense. We will continue to do so. By B
we denote the set of all base items. The same symbol B often denotes the Boolean
semiring, but we will not use this semiring here. We make B a ranked alphabet by
carrying over the rank from the first component of each base item. For every I and ,
we use I \, ¢ to denote that I € B, ¢ is the active index of I, and ¢ > 0.

Recall that R’ is the set of transitions of M <1 G. For every (q,p) € Q X P the set
D@P) of base-item trees for (¢, p) is a subset of Trp(QU(Q x P)), defined as follows.
The family (D(@) | (¢,p) € Q x P) is the smallest family (D?) | (¢,p) € Q x P)
such that for every (¢, p) € Q x P:

e if g € Q, then (¢,p) € D@P),
e if g € Q™ and p/ € P™, then Dég’p’P')(M a@) C Dlp),

e if 7 € B, I = (p,d,ea),p=(q- q, () q), 7p(d) = p, and, for every
ved{l,... 1},

— ifz, < e, thend, € Dég“d(xb))(M 1G);
— if = a, then §, € D(%P) where p, is uniquely determined by ep,,
— otherwise, §, = q,,

then I(8y,...,8;) € D@P),

3.4.2 Iltem syntax and semantics

Based on the concept of a base-item tree, we can now define refined versions of notions
such as “reachable” and “productive”. Instead of giving each refined notion a proper
name, we use items, i.e., syntactic representations of statements. Now we define the
syntax and semantics of these items.

We begin with a few auxiliary definitions. Let ( € Cx(m,ry,...,7) and w €
pos(¢). A w-assignment 0 for ( is defined like an assignment for ¢, however, its domain
consists only of the variables that occur in (|,,. Let d € D(M¢) be a partial run on (.
We say that 6 and d agree if (v) = d(v) for every symbol v in the domain of 6.

Let p € Rand p = (q1---q, (¢¢'), q). Then we set M, = M, pos(p) = pos((),
and rk,(w) = rk¢(w) for every w € pos(¢). An assignment for p is an assignment
for ¢, and likewise for w-assignments.

For every i € {0,...,5}, we define the set I; of items of type i as follows:
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Q T1 e 0 1

Figure 3.9: Root base item.

Ip={(¢,p) | ¢ € Q,p € P},

L ={lg.p.p') | 3m: g€ Q" pe Pp € P},

Iy = {[p,w,p,0] | p € R,w € pos(p),p € P, is a w-assignment for p},

Is = {[p,w,p] | p € R,w € pos(p),p € P},

H4 = {[p7w7j7pvp/} ’ pE R,w S pos(p),rkp(w) = k;’
je€{0,...,k},pe P,p € P},

o Is = {(p,w,p) | p € R,w € pos(p),p € P}.

The set I of items is | J; I;. Note that this is a disjoint union. We define the mapping
type: I — {0,...,5} such that, for every I € I, type(I) is the unique 7 with I € I;.
We define the models relation as the smallest relation

= C {(6,w) | 6 € D) o € pos(8)} x 1
such that for every assignment of the free variables the following statements hold:
(0,w) = (g,p) ifd(w) \ tand 6(we) = (¢, p);
(8,w) = [g,p,p] if 3(w) \ cand 8L, € DG (M < G);

(0, w) = [p,w,p, 0] if 6(w) = (p,d,e—,0), ew, d|, € DP(M,,(|), and 6 and d
agree;

(8, w) = [pyw, p] if (0,w) = [p,w, p, 0]
(5’ w) |: [pv w, J, p’p,] if 5("‘}) = (IO’ d, (1w7j)’0) and d(w) = (p’, C(w)vp)Q
(6,w) = (pyw,p) if d(w) = (p,d, e,0), ew, and d(w) = p.

We denote the models relation by . An item I is valid if (§,w) |= I for some § and w;
and it is invalid if it is not valid.
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Example 3.4.4 (Ex. 3.4.2 contd.) Let ¢; and d5 be obtained from the base-item trees
shown in Fig. 3.7 (a) and (b), respectively, by putting the base item from Fig. 3.9 on
top. Then we have, e.g.,

(01,12) = [p3,e,1,0,r1r], (02,1) = [p1,1,1,0,71r],
(61,12) = [p3, 1,7, 0], (d2,1) = [p1, 11, 7,0] ,
(61,12) = [ps, 1, 7], (62,1) = [p1,11,7],
(61,12) = (p3,2,1) , (62,1) = (p1,12,1),
(61,12) = (f, 1), (62,1) = (a,1) .

We compare our refined notion of reachability with the classical one; more specifically,
we compare the two statements

(a) the item (g, 1) is valid and (b) the state (g, 1) is reachable .

The statements are true because (a) (d2,1) = (¢,1) and (b) p((¢,1),(f,0,0)) €
D(q’o)(M < @), where p) is the transition that stems from p; via the obvious state
augmentation. In 2, we do not yet see whether the base item for p; can be extended
to a transition such as p). In this sense, (a) is a weaker statement than (b). On the

other hand, we see in Jo that the state for s is productive. In this sense, (a) is stronger
than (b). O

We observe that both the set D(4:70) and the set D(%0:P0) (M < G) can be viewed as

superset approximations of Dégo Po) (M < G) - albeit with different degrees of sophis-

tication. Hence, we can transfer Obs. 3.4.1 to our new setting, as follows.

Lemma 3.4.5 [f a transition pd of M < G is useful, then [p,,0(0), 0'] is valid, where
0’ is obtained from 6 by removing < from its domain.

PROOF. Let pfl be a useful transition of M <1 G. Then there are d’ € D{°7) (M < G)
and w € pos(d’) such that d'(w) = pf. We will construct a ¢ such that (6, lw) =
[p,€,0(),0']. For this, we “prune” d’, removing parts that are not licensed by the
definition of a base-item tree.

To this end, let w = (w1,...,Wn), P1,.--,Pnt1 € R, and 61,...,0,4; state as-
signments such that p;6; = d'(wi---w;—1). Then there are dy,...,d,+1 such that
d; € D(’j(o)(MHj, (;) where (j is the input tree of p;. We define trees d1, ..., 6,41 in-
ductively. To thisend, let j € {1,...,n+1}and p; = (q1--- @, (C¢'),q). If j = n+1,
then we let

5]' = (pj,dj, (5, 1),0) (d/|w1, .. ~ad/|wl) .
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Otherwise, we let w = (wq,...,w,,) be the position in ¢ labeled T, and we define

trees dy, . . ., dp41 inductively. For this, let j € {1,...,m+1} and dj(wy - wj—1) =
(p1-+-pr,0,p). If j = m + 1, then we let d; = p. Otherwise, we let

~

d; = (pl '”pkaaap)(dlla‘ . Jd;g) 5

where d;, = djlwy-w;_,j if J < w;, itis ch+1 if j/ = j, and it is p;» otherwise. Now
we let

5j = (pj, dl, O,Wj)((%, Ce ,51,) N
where
o the bullet position e is determined by ew, and

e 0 is d’|w1...w]._1L if z, occurs in ¢ strictly left of x,, , itis d;41 if « = wj, and it is
q, otherwise.

We let § = (€2, po, (€,0),1)(61). We omit the proof of (3, lw) = [p,€,60(c),0']. m

3.4.3 Algorithm

Lemma 3.4.5 implies that, when we compute every valid item of the form [p, &, p, 6],
then we can read off a superset of the useful transitions of M < G. This is the basic
approach of our algorithm, Alg. 3.1.

The algorithm proceeds in two steps. In the first step (Lines 1-4), it computes the set
of all valid items by means of the deductive system shown in Fig. 3.10. As usual, the
deductive system consists of inference rules, each one being a syntactic representation
of a conditional implication [89, 142]. Since there are only finitely many items, this
process will terminate. Roughly speaking, the items drive a depth-first left-to-right
simulation of M on the input trees of transitions of . Items with round brackets are
responsible for top-down traversal, and items with square brackets are responsible for
horizontal and bottom-up traversal. In the second step (Lines 5-9), we use the items to
construct transitions of M <1 G, together with their weights.

Example 3.4.6 (Ex. 3.3.1 contd.) We demonstrate the inference rules of Fig. 3.10 by
showing the generation of items for the transition p3 of GG. In Fig. 3.11 we show the in-
put tree  of p3 in bold-face letters and lines. On top of this syntactic structure, we have
drawn another graph, consisting of items and arrows. Close to every position w of (,
we have placed those items that involve w. The arrows show the dependencies between
the items as they are expressed by the rules of the deduction schema. Finally, we note
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1
O o)
(g,p)
2
@ ben
) ) b 79 /
@ @ - p[;,f 2O = 0n),. )
P, W, P / rke(w
@ ST L ), e R
(5) [p>w>j>p7 (plavpk’)] { 0<] <k
(paw(]+ 1)>pj+1) o
[pvwajapv (plaapk)] [P,’w(]“‘ 1)7pj+1] .
6 0<ij<k
© lp,w,j+1,p,(p1,---,pk)] {o=i<
7 [p,w,p, 0]
[p, w, p]
(8) fq“’—p { () =g,
9) (p,w p) Qva p { C
[0, w,0,p,p
(p,w,p)
10 =Y
(10 [0, w, p, {y. — p}] o=y
, [p, w1, pr, 01]
[p7w7kap7p] . k. 9
(11) [p,w s Pk k] { p/ _ (pl,--',pk)

[p>w>p>9U91U"'U9k]

where 0 = {((w) — (p,p’)}if ((w) € X, and
6 = () otherwise

Note: we assume that p € R, p = (q1 - - - q, (¢¢'), ¢), and ¢ € Q™)

Figure 3.10: Deductive parsing schema for the input product.
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Algorithm 3.1 Product construction algorithm.
Require: a WSCFTG G and a WRTG M with
G = (Qa R, p, qo) and
M = (P, Ry, piar, po)s
Ensure:
R, contains at least the useful transitions of M < G,
Iy, coincides with the weight assignment of M <1 G on R,,

> step 1: compute 7
T+ 0
repeat
add items to Z by applying the rules in Fig. 3.10
until convergence

2N

> step 2: compute transitions
R, 0
for [p,e,p,0] € Z do
¢ 60U {o— p}
R, «+ R, U{pd'}
wu(p8')  p(p) - [MO'](C) where ( is the input tree of p

0PI W

that the deduction schema in Fig. 3.10 can be considered as an attribute grammar [107,
63, 48] that is based on a macro grammar rather than a context-free grammar. From
this perspective, Fig. 3.11 shows the dependency graph on (, where the items are the
attribute occurrences and the arrows are the attribute dependencies. O

The following theorem describes the behavior of Alg. 3.1.

Theorem 3.4.7 Let G be a WSCFTG and M a WTA, both in root-state form. Moreover,
let M <G = (Q,R, 1/, q)), Ru the set of useful transitions of M <1 G, and (R, fu,)
the output of Alg. 3.1. Then

e R, C R and u, = i/|R,, i.e., the algorithm is correct;
o Ry C Ry, i.e, the algorithm is complete.
PROOF. Follows from Lms. 3.4.11 and 3.4.12, which we show in Sec. 3.4.4. ™

Now we analyze the worst-case space and time complexity of the first step. To this
end, we assume that each item occupies unit space. Following [136] we determine the
space complexity by the number of items, and we determine the time complexity by the
number of instantiations of the inference rules.
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i

[p3,21,0,1,70r]

[p3,21,1,1,70r]

f [p-57 27 17 17 1}

S [03,21,1]
[p3’ 217 17 01]

T

- 0 > [pg,?l, 2,1, 7“07“} —_————>0—> [p37 21,3,1, TOT’]

i
E {
0372117T] %

| [ [937 2127 1} [p37 2137 T]
211, 5,212,1) % ,213,
(p3,21Lr) b 0] (ps \)\[p3,212,1,01} (P2, 218,1) € 1 913,1,0]
[P37211>0»7’>5] [P37213»0a7’-,5]

( — |

Figure 3.11: Item generation on the transition p3 of Ex. 3.3.1, where 1 = {y; — 0} and 02 = {y1 — 0,21 — (1,1)}.
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3 Input product for weighted synchronous context-free tree grammars

In our case, the space complexity is either dominated by Iy or I, and we have |I5| €
O(|Glin-|P|) and |I4| € O(|Glin-|Ras|). Here, the factor |G|;, denotes the input size
of G, defined by > [Pos(C(p))], where ((p) is the input tree of p. It captures the
components p and w (p, w, and j, respectively) in said items, which together identify
exactly one node of an input tree of G. The factor |R)/| captures the components p
and py - - - py. Finally, the factor | P|“ captures p and 6, where C'is given at the end of
Sec. 3.3.2.

In the worst case, which is what we consider here, the algorithm obviously uses more
space than the resulting M <1 GG. The reason is that we need extra space to manage the
depth-first left-to-right traversal. It is our hope, however, that this traversal pays off in
the average case, and that a lot of useless rules can be avoided.

The time complexity is dominated by Rule 12; so it is in O(|G|in - |Ras| - |P|€),
where |P|“ captures the union § U #; U - - - U 6}, which is disjoint, because the input
tree of any rule is linearin X UY.

3.4.4 Correctness and completeness

In this section, we show that Alg. 3.1 is correct and complete. We follow a top-down ap-
proach, that is, we prove higher-level statements first and auxiliary statements second.
Formally, we view the deductive system as a relation

RCI*xI.
Figure 3.10 specifies this relation in terse form, and it translates into

R = {(e,(q0,10))} U{((g,p), (p,e,p)) | p € Rlgyq € Q,pE P}U...

We define the mapping F: P(I) — P(I) such that, for every Z C I, F(Z) is the set of
all items that can be generated by applying inference rules to items in Z, i.e.,

FI)={I|IneNTI,.... I,eT: (I I,,]) R} .

Then the set Z after Line 4 of Alg. 3.1 is the set | J; F*(0). We show that the deductive
system is correct and complete; that is, we show the following theorem.

Theorem 3.4.8 Let Z, C 1 be the set of all valid items, and T C 1 be the set of items
computed in Alg. 3.1, i.e., T =, F'(0). Then

o 7T C 1, ie., the deductive system is correct; and

o 7, C 1, ie., the deductive system is complete.
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3.4 An Earley-like algorithm for the input product

PROOF. Correctness (by contradiction): assume that | J; 7*((}) contains an invalid item.
Then there is a minimal 7 such that F?((}) contains an invalid item. Let I be such an
item. If ¢ = 0, then I € (), which is a contradiction. Thus 7 > 0. Then there are n € N
and I1,...,I, € F*1(0) such that (I; - - - I,,, I) € R. Assume for the time being that
Ii,...,I, € Z,. By Lm. 3.4.9, also I € Z,, which is a contradiction. Hence, there is
a j such that I; is invalid. But I; € Fi=1(()), and thus 7 is not minimal, which is our
final contradiction.
Completeness (by contradiction): assume that Z, \ Z is not empty. Then the set

C={(I6.w) | (Bw) 1,1 ¢ T}

is not empty. Let C be the well-founded order postulated in Lm. 3.4.10. Since C' #
(), this set has a minimal element with respect to C, say (/,d,w). By said lemma,
there are (I, 01,w1), ..., (In, On,wy) such that (I; --- I,,I) € R, (0j,w;) = I;, and
(I,65,w;) © (I,0,w). Assume for the time being that /y,...,I, € Z. Then there
is an i such that I,...,I, € F{0). Since (Iy---I,,1) € R, I € F*L(), and
thus I € Z, which contradicts our assumption that (I,d,w) € C. Hence, there is a j
such that I; ¢ Z. It is easy to see from the definition of R that I; # I, and thus
(1j,05,w;j) # (I,0,w). But then (I;,;,w;) is strictly smaller than (I, §,w), which
contradicts our assumption that (I, §, w) is minimal. =

Lemma 3.4.9 Let (I1---1,,,I) € R, and let (61,w1) = L1, ..., (0p,wn) = In. Then
there is a pair (0, w) such that (§,w) = I.

Instead of a full proof, we only consider how to construct (§,w). To this end, we use
a terse notation, like in the deductive system itself. The construction is shown in Figs.
3.12 and 3.13. We employ the following auxiliary definitions.

Letp € R.p=(qi---q,(¢¢"), q), 61 € U,DP),61() = (p,d, »,0), w € pos(d),
ow,p € P,and d(w) = p.

— Letr € Rg}kg(w)), r=(p,((w),p),and p' = (p1,...,pr). We write (d1,7) s

to indicate that
5 - <p7d[7'(p17 o 7pk)]w7 .‘L7O> (61’17 LR 751‘l) .

— Let 62 € Up]D)(q’p), d2(e) = (p,d2,0—,0), and da|, € DP(M,,(|w). Then

(01,02) 19, 5 means
§ = (p, d[da|w)w, ®—,0)(87,...,8]) .

where ¢/ is 1], if 2, does not occur in (|,,; otherwise ¢/ is da,.
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3 Input product for weighted synchronous context-free tree grammars

D o &0 D a0 )2 F anrw)
(01,w1) = (g:p)
() (01[(p, p, (£,0),0) (ql, .. ’ql)]wuawlb) = (p,,p) {d1(w1) \ ¢
@  uw) E ) r= (. C(w).p) reRy)
(0110 01) = o, w,0,p, ] (B1kens) 5 6
(61’w1) ):[pawvjapa (pl,---,pk;)] .
O G FwGt ey L OSISE
(61,w1) = [pw,p,0
D e Flpows
(61, 1) = (p.w.p) . .
© ] ey | =5 Gl 0

(10) (51,W1) ): (pvwap) C(w) =Y
(1 0]wrw1) = (0w, 0,y = P | 1)y 2% 5

Note: we assume that p € R, p = (q1---q, (({’'),q),and ¢ € Qm).

Figure 3.12: Construction for Lm. 3.4.9 (continued in Fig. 3.13).
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3)

(6)

)

(11)

(51,&)1) ': (Q7p) (5270‘)2) ): [p7‘€7p7 0,] { p/ = (0/(3/1)7 s 79,(ym))
(01[(p0) (F2]wsts - - - s 02]wst)Jnesw1) E [@p, 9] | d1(wi) Ve 0=0"U{o— p}

(61,w1) E [p,w, 5,0, (P1,---p)]  (02,w2) F [p,w(j + 1), pjt1] { 0<j<k
(

(51[5]&)17‘*‘)1) ): [p7w7j + 1ap7 (pla"-apk)] 51|w1752|w2) @) 1)

(51[5]W17w1) ’: [pawaoapap/] (51|UJ1762|W2L’) ﬂ) 1)

(513‘”1) ): (p,w,p) (527"‘}2) ): [qbapap/] { C(w) =T, 52(&12) \/ V

5 , W ) ): [val,plael]

5w k . (01,1

(0,0 = lpyw, b popr - il o (O, wr) = [, wk, e, O] { P = (p1,---.Dk)
(51|UJ17

(6'[8]ur, o) = [pyw,p,0U 01 U~ U by e Gl ') s s

where 6 is defined as in Fig. 3.10.

Note: we assume that p € R, p = (g1 - - - q, (C¢'), ¢), and ¢ € Q™).

Figure 3.13: Continuation of Fig. 3.12.
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3 Input product for weighted synchronous context-free tree grammars

— Let ((w) = 4. Then 01 ®, § means

0= (p,d,o,a)(éll,...,ég) ,

where §) is 1], if ¢« # a, and 0, is (qa, p)-
—Let((w) = z,,q, € QU™,p € P™ 6, € pla-pp )(MQG), andp’ = (p1,..-,Pm)-

Then (41, d2) ﬂ ¢ shall mean
= (p,d[(t', 20, p) (P, - -, | 01, 0) (81, -, )
where 0/, is 61|, if ¢/ # ¢, and &/, is 02 otherwise.
— Let ((w) = y,. Then 01 19, 5 means
6 = (p, d[(g, ., d(w))]w, #=,0) (01]1,--.,01]1) -

— Letr = (p/,¢(w),p), p' € PU%W), ' = (py,...,pp), 01,..., 0,8 € J,DP),
61(e) = (p,d1,01,0), ..., 0x(e) = (p,dk,®,0), 8'(e) = (p,d, e, 0), w € pos(d),
d(w) = r, ¢j = (1w, j), and d;|,; € DPi(Mp,,(|wj). Then (01,...,0x,9") ISONY
means

0= (p,d[r(dl\wl, e. 7dk’wk)]w;.kT;0>( 3, c. ,(5{) R

where 9] is 0], if =, does not occur in (|,,; otherwise 0 is ¢;|, where j is the unique
integer such that z, occurs in (|y;.

This finishes our proof sketch for Lm. 3.4.9. Now we turn to the lemma that we use
to prove completeness of the deductive system. To this end, we define I' = {(I,0,w) |
I €1,6 € Do) ¢ € pos()}.

Lemma 3.4.10 There is a well-founded order T on 1’ such that the following holds.
Let (0,w) |= I. Then there are (11,01, w1), ..., (In,0n,wy) € I’ such that

« (I I, ) eR,
e (0j,w)) |= I, and
i (1]75jawj) L (I7 570‘})‘

Again, we will not provide a full proof, but the definition for C and the construction of
(Il, 51,0)1), ey (In, 5n,wn).

First we define the order C. As intermediate steps, we will define an order on
U( ap) D@P) and one on B as well. As a basis, we will refer back to the order C on
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Dy (M,) for some p (see Sec. 2.4.3) and the order T on bpos(d) for some d. As is
becoming evident now, we keep reusing the symbol C. This avoids clutter, and it is
warranted, because the underlying sets are disjoint and the definitions are adjacent and
only relevant for the purpose of the proof.

We define the binary relation C on B by letting I T I’ if there are p, d, d’, e, @', a,
and o’ such that I = (p,d,e,a), I' = (p,d’,e’,ad'),d C d’, e C o, and a < a’. We
define the binary relation C on the set | (@p) D(@P) inductively by letting & T &' if one
of the following statements holds:

e thereisa (q,p) € Q x P suchthatd = qgandd’ € D(ap)
e thereis a (¢,p) € Q x P suchthat § = (g, p) and &' € D@P)\ {q},

o thereare I € B, I' € B, 61,...,0;, and &7, ...,0; such that 6 = I(d1,...,9;),
5 =1'(8,...,8), I C I',and §; C &,

o thereare I € B, p' € R, 01,...,0;, and &7,...,8] such that 6 = I(6q,...,6;),
8 =p'(01,...,0]),and §; C 5;-,

e there are p € R, 01,...,0;, and d7,...,9; such that § = p(d1,...,0;), &' =
p(d1,...,0y),and §; C &%

Finally, we define the binary relation C on I by letting (I,0,w) C (I, d’,w’) if one
of the following statements holds:

* [pos(d)| < [pos(d')].

o [pos(8)| = [pos(6')], 5 # &, and 5 C &,

® [pos(d)| = [pos(¢')|, 6 = &', and type(I) < type(I’),

* [pos(d)| = [pos(¢')],  type(I) = type(I'), and w < W',

We omit the proof that C is indeed a well-founded order on I.

Now we show the construction of (I1,d1,w1),. .., (I, dn,wy,). To this end, we use
a terse notation again. The construction is shown in Figs. 3.14 and 3.15. Note that for
every possible triple (I, d,w), there is a rule in these figures that can be applied to that
triple. In one case, this is not immediately apparent, namely, if I has the form (g, p).
Then we distinguish two cases. Either w = &; then I and § are uniquely determined,
and we can apply Rule (1). Or there are w’ € N* and j € N such that w = w’j; then we
can apply Rule (8). We employ the following auxiliary definition.

Let p € R, p = (q1---q,(¢¢"),q), d a partial run of M, on {, w € pos(d), and
= Up D(@p)
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((€2, po, (£,0),1) (90, p0)), €) = (g0, p0)

(1

(0,w) = (p,e,p)
@ Glapew) E @)

w 09 Epwopp] [ (#.¢w).p) e Ry
(5[51]w7w) ): (pvva) 31 & (S‘W
(57(")) >: (pvw(] + 1)7pj+l) .
S GO ERwinE. ] OSIE
(6,&)) ): [p,w,p] 5(“]) = (pv d7v7j)
™ (0,w) = [p,w,p, 0] { f and d agree
®) (6,w) F (q,p) w#e
(001w w) E (pw,p) | 6 <2 8w
©) (6,w) E [psw,0,p,p'] ((w) ==,
00l w) E (pw,p) (0102w, w) Elanpp] | (51,62) <2 4.,
(10) (6,w) = [p,w,p, 0] ((w) =y,
001w, w) = (pow.p) | 6y 2 o,

Note: we assume that p € R, p = (q1 - - - q1, (C¢'), q), and ¢ € Q™).

Figure 3.14: Construction for Lm. 3.4.10 (continued in Fig. 3.15).
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, dw)\ e pb =d(we)
(6, w) = [g,p, 7] 0'(o) ,
@ (5[(Q>p)]wuw) }Z (q,p) (5[(/), d,e, 1)(5‘0.117 ceey 5|wl)]w, w) ): [p7 €, D, 9] { d Gel;nd d(a]\g{-eee’ C)
©) (0,w) = lpsw, 4, (P1 - - 1)) 0<j<k
0[01)erw) E ovw,j — Lo, (01 00)] (6,0) E pvwiipg] | 61 <2 6.,
(11) (0.w) F lp,w,p, ) { (61,8, ) O
(316 0) b oo koppy) OOk ) £ 1oL Ol P =)

o (0]0k]w, w) = [y wky prey 0)wi]

where 6|, is 6 restricted to the variables occurring in (|,

Note: we assume that p € R, p = (q1 -~ q1, (¢¢'),q), and g € Q(m).

Figure 3.15: Continuation of Fig. 3.14.
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3 Input product for weighted synchronous context-free tree grammars

—Letd(e) = (p,d, el,0) and ew. When we write J; & 9, we mean that
51 = (p, d[mp(d|w)]w, ,0)(6]1, -, d]1) -

— Let 6(¢) = (p,d,®—,0), ew, p € P, and d|,, € DP(M,,(|,). When we write

01 & 0, we mean

0 = (p,d[p]w,0,0)( 17761/) s

where 6] is 41|, if z, does not occur in (|, and ¢/ is g, otherwise.

—Let6(¢) = (p,d,e,a) and a > 0. Then J; & 5 means
61 = (pudv.vo)( /15552) ’

where §] is 01/, if ¢« # a, and 0], = ¢.
—Letd(e) = (p,d, e—,0), ew, and d(w) = (p/, x4, p). By (1, 2) £ Jd, we mean

01 = (p7d[p]wa.70)( /17 ’62) ’
52 = (p,d[p]w,o,a)((ﬂl, .. .,5|Z) s

where §) is 01/, if © # a, and 0], = ¢a.
—Letd(e) = (p,d,®—,0), ew, and d(w) = (¢, y,,p). By 01 19 J, we mean

51 = (,0, d[p]w,0,0)((Sh, e ,5|l) .

—Letd(e) = (p,d, ®—,0), ew, and d(w) = (p1 - - - pg, ((w), p). Let wy, . .., w; be the

11
positions in ¢ labeled x1, . . ., z;, respectively. By (41, ..., 0k, p) <u 0, we mean

P =(p1,...,pk)
(5] = (,0, d]?(lwaj)vo)((s;l’? ;l) ’

where
® dk = d and djfl = d][pj]wja
i 531 is 0|, if w, < wj, and 5;1 is g, otherwise.

This finishes our proof sketch for Lm. 3.4.10.
Next we show that Alg. 3.1 is correct.
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Lemma 3.4.11 Let M <G = (Q', R, 1/, q()) and (R, j1,,) the output of Alg. 3.1. Then
R, € R and p, = /R,

PROOF. Letp’ € R,. By Line 8, there are p € R, an e-assignment 6 for p,andap € P
such that [p,e,p,0] € Z, and p' = pf’ with ¢/ = 6 U {¢ — p}. It remains to show
that ¢ € L(M#'), where ( is the input tree of p, and that 1, (p’) = ' (p’). The latter is
trivial because of Line 9 of the algorithm. We focus on the former.

By Thm. 3.4.8, we have that there is a pair (0, w) such that (§,w) |= [p, &, p, 0]. That
is, there is a d such that §(w) = (p,d,e,1),d € DP(M,,(), and 0 and d agree. It is
easy to see that then d € DP(M¥@', (). n

Now we show that the algorithm is complete.

Lemma 3.4.12 Let Ry be the set of useful transitions of M < G and (R, 1,,) the
output of Alg. 3.1. Then Ry C R,,.

PROOF. This lemma is a direct consequence of Lm. 3.4.5, Thm. 3.4.8, and Line 8§ of
the algorithm. ]

3.5 Conclusion, discussion, and outlook

We have defined WSCFTGs, we have shown that the class of meanings of WSCFTGs is
closed under input and output product with recognizable weighted tree languages, and
we have considered an Earley-like algorithm for computing the corresponding product
WSCFTG.

Originally, context-free tree grammars (CFT'Gs) have been defined in [160, 67, 68],
and from that perspective, our WSCFTGs are simple; which refers to the require-
ment that each of the variables v, ...,y shall occur exactly once in every tree in
Cx.(m,r1,...,7). Synchronous CFTGs have already been defined in [146], with the
same requirement. Our definition is inspired by [30, Def. 1].

In view of [102], we might call a WSCFTG whose states have at most rank 1 a
weighted synchronous (non-strict) tree-adjoining grammar. Likewise, if the states have
at most rank 0, we may speak of a weighted synchronous tree-substitution grammar.
Since our product construction does not alter the maximal rank of the states, the closure
result also holds for the restricted classes.

As mentioned at the very top, this chapter is a considerably expanded and revised
version of [33, 32]. In particular, the proofs in these papers are very sketchy and ar-
guably faulty. In the case of Thm. 3.3.3, a corresponding theorem is proved in [33,
Sec. 6.2] in the spirit of Lm. 3.3.2, i.e., using a bijection 7 and an equivalence relation
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3 Input product for weighted synchronous context-free tree grammars

=. However, these objects are defined in a way that does not lend itself to a rigorous
proof, and correspondingly, the proof is very heavy-handed. In this chapter, the key to
the proof of Lm. 3.3.2 is the recursive definition of these objects on the one hand and
Lm. 3.3.6 on the other, which in turn rests on the seemingly simple Obs. 3.2.2.

In the case of Thm. 3.4.7, the proof idea that we used in this chapter is already
presentin [33, Sec. 8], using a precursor of our base-item tree, dubbed a partial enriched
derivation. This precursor lacks the pseudo-rule €2, the bullet position, and the active
index; and the concept of a partial run is only approximated. With these shortcomings,
it is not possible to prove the deductive system sound nor complete; for instance, the
item (g, p) should not mean that R|, is nonempty, but according to [33, Sec. 8] it does.

It should be noted that, in both cases, the proof ideas in [33] are in fact adequate and
the proofs actually quite convincing; this just underscores the obstacles that lie between
an adequate, convincing proof idea and its implementation.

We note that our closure result, when combined with the result of [132], yields clo-
sure under input product and output product with regular weighted string languages.
This combined result is even effective, but most likely inefficient. Consequently, a pos-
sible future contribution might be an algorithm specifically tailored to the input product
with a regular weighted string language. To the author’s knowledge, such an algorithm
has not yet been considered, for existing contributions only consider special cases [178,
141, 149, 52].

One might also explore the possibility of variable-deleting WSCFTG:s, i.e., where a
variable z; can be omitted in the input or output tree of a transition. The STSGs of [62]
permit this kind of variable deletion.

Furthermore, it might be interesting to consider alternative approaches to computing
the product WSCFTG. For instance, particularly if M is bu-det, one might explore M <
G bottom-up, as in a productivity analysis. In addition, one could incorporate pruning.
Roughly speaking, pruning amounts to partitioning the set of items and imposing a
bound on the size of each block. Such a technique has already been presented in [39]
for the cube-pruning algorithm.
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4 Generic binarization of weighted
grammars

This chapter is a greatly expanded version of [29].

4.1 Introduction

In natural-language processing and statistical machine translation (SMT), the tasks of
parsing and decoding play an important role. Both tasks can be described conveniently
using intersection-like operations, e.g., the intersection of a context-free language with
a regular language [9]. The complexity of the corresponding product construction is
usually exponential in the rank of one of the grammars, i.e., the maximum number of
nonterminal occurrences in the right-hand side of any rule. Consequently, we obtain
substantially better parsing and decoding efficiency if we can transform the grammar
into an equivalent grammar of lower rank. Binarizing a grammar, in particular, means
transforming it into an equivalent grammar of rank at most 2.

It will be helpful to view binarization as the application of a binarization mapping;
roughly speaking, a binarization mapping is a partial mapping from a grammar formal-
ism into itself that preserves meaning and reduces the rank to 2. A common way to
construct a binarization mapping might be dubbed “rule by rule”, as known from the
Chomsky-normal-form transformation for context-free grammars (CFGs). In this set-
ting, we replace each rule of rank greater than 2 by an equivalent collection of rules of
rank 2. For instance, given a rule of rank 4 such as

A — BCDFE
we might introduce new nonterminals [[BC|D] and [BC' and replace the rule by
A — [[BC|D|E , [[BC|D] — [BC|D, [BC] — BC'.

This way, the rule-by-rule technique replaces each rule of rank k, k > 2, by k — 1 rules
of rank 2. This increase in the number of rules is reasonable because it still improves
parsing complexity. In general, we expect binarization mappings to be reasonable in
this sense, but we do not formalize this requirement for the sake of simplicity.

We can classify any binarization mapping with respect to, in ascending weakness,
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4 Generic binarization of weighted grammars

publication formalism totality completeness

[45] CFG yes yes
[159] LCFRS yes* yes”*
[97] SCFG no no

[147] STAG no no

* if increased fanout is permitted

Table 4.1: Results concerning rule-by-rule complete binarization mappings.

e totality: the domain contains every grammar;

e completeness: the domain contains every grammar that has an equivalent repre-
sentation of rank 2;

e rule-by-rule completeness: the domain contains every grammar such that for ev-
ery rule of rank greater than 2, there is an equivalent collection of rules of rank
at most 2.

The third property is obtained when we use the above rule-by-rule technique. It is
the state of the art; and rule-by-rule complete binarization mappings (RCBMs) have
been defined for several formalisms, such as CFGs, linear context-free rewriting sys-
tems (LCFRSs, [180]), synchronous CFGs (SCFGs, [119, 39]), and synchronous tree-
adjoining grammars (STAGs, [171]). In some cases, the RCBM is even total; see
Tab. 4.1 for the details. For SCFGs and STAGs, it is not surprising that the respec-
tive RCBM is not total, because such a binarization mapping does not exist [2].

In this chapter, we consider a generic approach for deriving an RCBM for some
grammar formalism. At the core of this approach is an algorithm that can be adapted to
a new formalism by changing a parameter at runtime. Thus the algorithm needs to be
implemented only once and can then be reused for a variety of formalisms. As a proof
of concept, we derive RCBMs for two formalisms, namely hedge-to-string transducers
(which encompass tree-to-string transducers) and weighted synchronous context-free
hedge grammars (which encompass the WSCFTGs of Ch. 3), and we review how the
former RCBM performed on a large hedge-to-string transducer for English-German
SMT. To the author’s knowledge, these RCBMs are the first ones for these cases.

As a theoretical foundation we use interpreted regular tree grammars (IRTG, [112]).
IRTGs subsume many grammar formalisms encountered in SMT models, among them
all those mentioned so far. We proceed in the following five steps. First, we define
a weighted version of IRTGs (Sec. 4.2). Second, we use IRTG terminology to for-
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LR RT3

malize the concepts “binarization mapping”, “complete”, and “rule-by-rule complete”
(Sec. 4.3). Third, we define a simple “template” that gives rise to a class of RCBMs
for IRTGs (Sec. 4.4). However, these mappings are not computable per se. Fourth, we
therefore “outsource the noncomputable part” to the user; i.e., we introduce the above-
mentioned parameter, called b-rule. We thus arrive at a template for a class of efficiently
computable binarization mappings for IRTGs, and we define a condition with respect
to the b-rules that guarantees that these binarization mappings be rule-by-rule complete
(Sec. 4.5). Fifth, and last, we consider how these RCBMs for IRTGs can be used to
derive RCBMs for established formalisms (Sec. 4.6).
We end this chapter with a conclusion, discussion, and outlook (Sec. 4.7).

4.2 Interpreted regular tree grammars

Grammar formalisms employed in parsing and SMT, such as those mentioned in the
introduction, differ in the derived objects — e.g., strings, trees, and graphs — and the
operations involved in the derivation — e.g., concatenation, substitution, and adjoining.
Interpreted regular tree grammars (IRT'Gs) permit a uniform treatment of many of these
formalisms. To this end, IRTGs combine the following two concepts:

Algebras IRTGs represent the objects and operations symbolically using terms; the
object in question is obtained by interpreting each symbol in the term as a func-
tion. In the parlance of universal-algebra theory, we are employing initial-algebra
semantics [86].

Tree homomorphisms IRTGs separate the finite control (state behavior) of a deriva-
tion from its derived object (in its term representation; generational behavior); the
former is captured by a recognizable tree language, while the latter is obtained
by applying a tree homomorphism. This idea goes back to the tree bimorphisms
of [6].

Now we define the concept of IRTG formally (cf. Fig. 4.1).

A (linear, nondeleting) tree homomorphism is a mapping h: T1(X) — Ta(X)
that satisfies the following condition: there is a mapping g: I' — T (X) such that
(i) g(o) € Ca(Xy) forevery o € T'®)_ (i) h(o(t1, ..., 1)) is the tree obtained from
g(o) by replacing the occurrence of z; by h(t;), and (iii) h(x;) = x;. This extends the
usual definition of linear and nondeleting homomorphisms [80] to trees with variables.
Note that h(o(z1,...,x1)) = g(o) for every o € T'®), We abuse notation and write
h(o) for g(o) for every o € T'.
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M
Tr (2] S center trees
ﬁl m
Ta, -+ Ta, semantic terms
[ O]
Aq e A, derived objects

Figure 4.1: Overview of the concept IRTG.

Let S be a semiring and A = (Aq,...,A,) a sequence of ranked alphabets. An
interpreted regular tree grammar (IRTG) over A and S is a triple B = (I', M, h)
where I' is a ranked alphabet (control alphabet), M is a WTA over I' and S, and h =
(h1,...,hy) is a sequence such that h;: T (X) — Ta,(X) is a tree homomorphism.

Let B = (I', M, h) be an IRTG over A and S and M = (Q, R, i1, v). We call the
trees in L(M) center trees. A rule of B is a transition of M, and the rank rk(B) of B
is max{rk(p) | p € R}. We define the meaning of B with respect to given algebras.
For this, let A = (A4, ...,.A,) be a sequence such that A; is a A;-algebra. We say that
B is A-admissible if S is complete or {¢ | £ € L(M),V¥i: h;j(€) = a;} is finite for
every (ai,...,an). Let B be A-admissible. Then the A-meaning [B] 4 of B is

[Bla: Avx...x Ay = S, (a1, an) & De. vy o) tiza; [MI(E) -

We call the terms in Ta,(X) semantic terms. We say that two A-admissible IRTGs
B and B’ are A-equivalent if [B] 4 = [B'] 4. Usually we consider A fixed, and then
we omit the subscript from [B] 4, and we simply say “admissible” and “equivalent”.

Observation 4.2.1 Let B = (Ta,(0),...,7Ta,(0)). Then A-admissible implies B-

admissible and
(Bla - san) =S rn oy, e, BlB(t1s ).
Consequently, [B]g = [B']s implies [B] 4 = [B'] a-
In the case that S is the Boolean semiring, our IRTGs correspond to original IRTGs
in the literature [112]. If S is the Boolean semiring, n = 2, and A; is the A;-term

algebra, then IRTGs are the tree bimorphisms known from the literature [6]; our use of
the letter B for an IRTG can be attributed to this fact.
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4.2 Interpreted regular tree grammars

Example 4.2.2 We consider the following SCFG rule:
S — a3(PPER, NP) , where a3 = (2 lieB x4 frei, x1 freed x2) .

Informally, this rule tells us to derive a pair (w;,ws) of strings for the state PPER
as well as a pair (w], w}) for the state NP. Then we obtain a pair for S from a3 by
replacing z; and z9 in the first component by w; and ws, respectively, and replacing
x1 and z2 in the second component by w} and w), respectively. Now we make this
procedure explicit by defining an IRTG.

Let ¥ = {freed, lieB, frei, ... } be the set of terminal symbols of our SCFG. We
consider a ranked alphabet A and a A-algebra A with the domain >* that allows us to
encode string substitution symbolically. We let

A = {(con®)@ (con®)®  (con’ )@ (con®)P} U {¢©) | s e B},

kA(

(con™) ™ (wi, ..., wg) = w1 - wg , (k €4{2,3,4,5})

oA =0. (ced)

Then the following terms ¢ and ¢9 represent our substitution procedure for the first and
second component, respectively:

t = con4(x1,lieﬁ,x2,frei) , ty = con®(xy, freed, x) .

That is, the pair for S, given wy, wg, w}, w) as above, is (t1*(wy, w2), t5t(w}, wh)).
Now we define the IRTG. We let " = {agl), aél), a:(f), af), ago), aéo)} and M =
(Q, R, S) be the FTA over I' with @ = {S, PPER, NP} and
R = {(NP,a1,S), (PPER, as, S),(PPER NP, a3, S),
(PPER NP, oy, S), (¢, a5, PPER), (¢, a6, NP) } .
The tree homomorphisms A1, ho: T (X) — Ta(X) are shown in Fig. 4.2.
Finally, we let B = (I', M, (hy, h2)); then B is an IRTG over (A, A) and the

Boolean semiring. Since this semiring is complete, B is trivially admissible. We indi-
cate the (.4, .A)-meaning. To this end, let £ = ay (a5, ag). Clearly, £ € L(M) and

hi(€)* = die katze lieB er frei , ha (€)™ = he freed the cat .

We note that £ is not the only center tree for this sentence pair, but since we calculate
in the Boolean semiring, we are content with one center tree. We conclude that

[B] (er lieB die katze frei, he freed the cat) = 1.
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h
g »—> con?(he, freed, 1)
h1 5

con*(z1, lieB, er, frei)
con®(die, katze, lieB, 1, frei) < as }% con

x1, let, the, cat, out)

. h
con*(z1, lieB, o, frei) < a3 |—> con”(x1, freed, z2)

h
con(z2, lieB, 1, frei) <—1« oy |—> con’

(
(
3
(21, freed, x2)
er <—« Qs »—> he
con?(die, katze) <" ag 2 con?(the, cat)

Figure 4.2: Tree homomorphisms A and hs.

Coincidentally, the IRTG B corresponds to the SCFG from Fig. 1.2.
Technically, we do not need the symbols con?, con?, and con®, because

A

(con®)A = con?(con®(z1, x2), x3)" ,

(con®)A = con?(con®(z1, x2, x3), 24)? |

A

(con5) = con? (con4(m1, X9, T3, T4), :U5)A

However, since concatenation is associative, it is unusual to specify an explicit brack-
eting. After all, the bracketing is rather arbitrary, and we do not want to make our
symbolic representation more specific than necessary. O

Example 4.2.2 shows that, even with fixed algebras, IRTGs can offer a high degree of
freedom for expressing the generational behavior of a rule; for instance, we can express

con? by nesting con?.

Example 4.2.3 (Ex. 4.2.2 contd.) We modify B in the slightest way: we change h;
so that the image of a3 becomes con®(z2, lieB, 21, frei). Then hi(a3) = hi(as) and
ha(as) = ha(ay). Clearly, this changes the meaning of B, but not only that: since the
as-rule and the ay-rule now describe the same SCFG rule, one might argue that B no
longer corresponds to any SCFG, that it rather corresponds to a variant of SCFG whose
rules are equipped with multiplicities. O

Example 4.2.3 shows that we have to be careful when we describe an established
formalism as a class of IRTGs. The following normal form will be helpful in this
respect. Let B = (I', M, h) be an IRTG over A and S, and let M = (Q, R, i, v). Then
we define the IRTG v (B) over A and S by letting

e Y(B) = (F',M’,h’),
o IV = a)liefl,...,n})|aeT},
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o M'=(Q,R,1,v),
o R ={(q1---q,(hi(a) |ie{l,...,n}),q) | (q1--- @, . q) € R},
o W1 a7 9) = Xaer: yimhi(a) #(Q1 - @, @, ), and
e hl(y) =~ forevery v € .
Lemma 4.2.4 The mapping 1 preserves admissibility and meaning.

PROOF. We overload the symbol v; we let ¢p: ' — TV with ¢(a) = (hi(a) | i €
{1,...,n}), and likewise for ¢: Tp — T, ¢¥: R — R’, and ¢: Tp — Tg. For the
preservation of admissibility, one easily proves by induction on the size of a tree that

{€ 1€ e L(M),Vi: hi(€)" = ai} Co({€] € € L(M),Vi: hi()™ = a}) .

We prove the preservation of meaning. By Obs. 4.2.1 it suffices to show the case
that A = (Ta,(0),...,7Ta,(0)). It can be shown using standard techniques (mutual
inclusion, induction on the size of a tree) that (x) ¥(; h; '(t;)) = ;i *(t;) for
every sequence (t1,...,t,) witht; € Th,.

We prove by induction on m that, for every m € N and &' € T with |pos(£')| < m,
we have [€']ar = 3 ecy—1 (e [€]m- For the induction base (m = 0), there is nothing
to show. For the induction step (m — m + 1), we let m € N and ¢ € T with
lpos(§’)| < m + 1. Then there are v € I and &, ..., &, such that & = ~v(&],...,&,),
and we derive

(&, &)l = Iy ([€ T ars - - - [€kTar ) Daar (Obs. 2.4.4)
= Za: hi(a)="; [[a([[fi]]MU SRR [[gllg]]M’)]]M
= Ea: hi(a)="; [[04(25@/)—1(5/1)[[5]]M, v >E§€w—1(§;€)[[£]]M)ﬂM

(induction hypothesis)
= Ea,§17...7§k: hz(a)Z’Y“&ngJ—l(E;)[[a(gl’ ce 7€k’)]:|M = z&ew—l(él) H&]]M .

Finally, we derive using (%)

[BI(t1;- - tn) = dem ht () 2ql€lm (@) - v
-y, (zgem v [€130(@) - v
=>. (dem () dezj) 5/)[[5]]M(Q)) " Vq
= Zq (Zgleﬂi h{ifl(ti)[[g [ar(q )) Vg

= 2eren, 1 (1) 2oql€ 1ar (@) - vy = (Bt - - 1) - m
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Observation 4.2.5 We have that {)(B) = ¢ ((B)).

Example 4.2.6 (Ex. 4.2.2 contd.) We consider an alternative IRTG B’ for the same
SCFG. For this, we let A’ = T', B = (', M, (h}, h})), and hl(a) = a(zy,...,xx)
for every o € T'(K), Then £/, is merely the identity on 71-(X). Moreover, we define two
A'-algebras A; and Ajs with domain X* by letting a* = h;(a)**. One can show that

[Bl(a.4) = [BTa;,49)- 0

Example 4.2.6 shows that, as long as we are free to choose the algebras, we can
dispense with the tree homomorphisms. However, the algebras constitute a kind of
“black box”, and statements about IRTGs will usually depend on external information
about this black box. For instance, the upcoming binarization method requires (from
the user) information about term equivalence in each algebra. Consequently, it will be
beneficial to consider classes of IRTGs with a fixed sequence A of ranked alphabets,
together with a fixed sequence A of algebras. In such a setting, the tree homomorphisms
are, of course, essential.

The following corollary is a consequence of Cor. 2.3.2.

Corollary 4.2.7 Let h: Tr(X) — Ta(X) be a tree homomorphism, A a A-algebra,
and (&1, . ..,&) € Tr. Then

h(a(£17 s agl))A = h(a)A(h(gl)Av ) h(gl)A) .
For the following observation, we use Obs. 2.2.2.

Observation 4.2.8 Let h: Tr(X) — Ta(X) be a tree homomorphism and f: Xj, —
Tr(X). Then h(f°(t)) = (h o f)’(h(t)) for every m € Nand t € Tr(X}) with
|pos(t)| < m.

Corollary 4.2.9 Let h: Tr(X) — Ta(X) be a tree homomorphism, k,l € N, ( €
TF(Xk), and 617 Ce ,fk S TE(XZ). Then

h(Cler /€] - - fen/&]) = (O /h(ED] - - [2x/h(Er)] -
Combining Cor. 2.3.2 and Cor. 4.2.9, we obtain the following corollary.

Corollary 4.2.10 Let h: Tr(X) — Ta(X) be a tree homomorphism, A a A-algebra,
leN, (e Cr(Xy),and&y,...,& € Tr. Then

h(Cler /€] fe /&)™ = MO RENA, - h(&)H) .

90



4.3 Binarization mappings

(BCD,a,A), (g,a1,B), (g,a2,C), (e,a3,D)

h h
con®(z1, 29, 13) ¢ o —= con(x3,a, x1, 22)

h h

b<a; —>b
hy ha

C<——ag——¢C
h h

dag—5d

Figure 4.3: An IRTG of rank 3 encoding an SCFG.

3 o 4
(.)-Al con hl h2 con ()A2
bed <2 /N0 L5 N0 2 \ 5 dabc
b L d a1 Qg a3 d/a/ b\C

Figure 4.4: Center tree (innermost), semantic terms, derived objects (outermost).

4.3 Binarization mappings

Roughly speaking, our aim is to construct a partial mapping from IRTGs into IRTGs
that preserves meaning and reduces the rank to 2, and its domain should contain all
IRTGs that can be binarized rule by rule. In this section, we formalize this problem
statement. We proceed as follows. First, we consider an example. Second, we define
what a binarization of a single rule is, and how the rule is to be replaced. Third, we
define the concept of a rule-by-rule complete binarization mapping.

Example 4.3.1 We consider the IRTG shown in Fig. 4.3, which can be viewed as an
SCFG in the same way as in Ex. 4.2.2. In particular, we reuse the algebra A. Figure 4.4
shows a center tree with its two homomorphic images, which evaluate to the strings bcd
and dabc.

Consider the first transition in Fig. 4.3, which has rank three. It occurs in the run

(BCD,a,A)(B,C, D),

which is a partial run on the fragment a(z1, z2, x3) of the center tree in Fig. 4.4. This
fragment is mapped to the semantic terms h; (<) and ha(«) shown in Fig. 4.3.
Now consider the transitions in Fig. 4.5. These transitions make up the run

(A'D, o/, A)((BC,o", A')(B,C), D),

which is a partial run on the fragment o’ (o’ (z1, z2), x3). Let us call this fragment &.
Note that the terms /) () and h;(«) are equivalent in that they denote the same term
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(A'D,o/,A), (BC,a" A"
con?(z1, z2) PPV N con?(con?(z2,a), x1)

B h
con?(z1, z9) ¢ o —2 con?(z1, x2)

Figure 4.5: Binarization of the ternary rule in Fig. 4.3.

function, and so are the terms h5 (&) and ha (). Thus, replacing the a-transition by the
transitions in Fig. 4.5 (and merging h; and h} accordingly) does not change the meaning
of the IRTG. However, since the new rules are binary, parsing and translation will be
cheaper. O

Rule-by-rule binarization of IRTGs closely follows the intuition laid out in this ex-
ample: it means processing each suprabinary rule, attempting to replace it with an
equivalent collection of binary rules. For the remainder of this chapter (unless noted
otherwise), let A = (A4,...,A,,) be a sequence of ranked alphabets, S a commutative
semiring, and A = (Ay,...,.A,) a sequence such that .4; is a A;-algebra. Moreover,
let B = (I', M, h) be an A-admissible IRTG over A and S, M = (Q, R, u,v), p € R,
p=1(q1 qx,a,q),and k > 2.

4.3.1 Binarization of a rule

Let I” be a binary ranked alphabet and { € Cr/(Xy). A &-binarization B’ of p is an
IRTG (I, M', 1) over A and S such that there is a d with

o de DIM' &lxr/qu] - o/ ar]),
o (d) = pu(p),
o Nj(E)A = hi(a)t,
e d' € DL(M') implies d' C d, and
o Dyl (M') = {g;}.

We call B rank normal if I7 = T"(2).

Example 4.3.2 (Ex. 4.3.1 contd.) Let p = (BCD,«, A). A rank-normal £-binari-
zation of p is given in Fig. 4.5, where

£ =d/(a" (w1, 22),x3)
d=(A'D,d/,A)((BC,a", A")(B,C),D) . O
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We note that a binarization of p need not exist, even if B as a whole admits an
equivalent representation of rank at most 2.

Example 4.3.3 It is easy to specify an SCFG (and, thus, an IRTG) of rank 0 for the sin-
gleton language {(abcd, cadb)}. Likewise, one can use the following SCFG of rank 4:

S — (1297324, T3 12472) (A, B,C, D) ,
A—(a,a), ..., D—(d,d).

Using an IRTG representation in the spirit of Exs. 4.2.2 and 4.3.1, one will find that
there is no binarization of the first rule. We will elaborate on this in Ex. 4.4.12, when
we will have the appropriate tools at our disposal. O

Let B' = (IY, M', 1) be a &-binarization of p and M’ = (Q', R/, i/, V). We say that
B and B’ are compatible if the following conditions are satisfied:

° R/|q NR= (Z),
e ¢ €QnN(Q\{¢,q1,-..,qx}) implies R|,y = R'|,, and
® hilrnr = h|rar and p|pary = 1| rarr-

We note that the property of compatibility can be readily established by using suit-
able alphabets Q" and T"”; e.g., one can use fresh symbols T NI =0 = Q N (Q"\
{¢,q1,-..,qr})), or one can reuse symbols from @) and I" wherever possible.

Let B and B’ be compatible. Then we define the IRTG B[p/B’] over A and S by

 Blp/B| = (L UL, M[p/M'], "),

o M[p/M']| = (QUQ, (RUR)\ {p}, s",1"") where

W) = u(p) ifp' € R, ! vy ifq €Q,
w(p) ifp’ € R'\R, ! 0  otherwise,

e hl: Trur (X) — Ta,(X) is the tree homomorphism with

Wiay  [1il@) i,
! hi(a) ifaeI’\T.

In the following, we will omit the subscript from 7 and 7pr.
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Lemma 4.3.4 There is a (hy | ¢ € Q) such that hy: D&(M) — D& (M[p/M']) is
bijective and, for every d € DZ,(M),

hi(m(d)h = b (w(hg(@)Y and — (d) = (he(d)) .

PROOF. Since B’ is a {-binarization, thereis ad, € DY(M’,{[z1/q1] - - - [xr/qx]) with
the properties mentioned in the definition of a {-binarization. We let R” = (RU R') \
{p}, w1, ..., wy be the positions of x1, ...,z in & respectively, and h': Tr(X) —
Trr(X) be the tree homomorphism with

W(p) = dplzi]w, - [Tk]w, »
W(p')=p'(x1,. .. Tugpry) - (o' # p)

We will prove the statement P(n) for every n € N, where

P(n): Letp € Q.

1. Letd € DE(M) with |pos(d)| < n. Then h/(d) € D& (M|[p/M']),
hi(m(d))* = hf(n(h'(d))), and (d) = (h'(d)

2. Letdy,ds € DE(M) with [pos(dy)|+|pos(dz)
R (d2) implies dy = do.

3. Let d' € DE(M|[p/M']) with |[pos(d’)] < n. Then there is a d €
D, (M) with H'(d) = d.

).
< n.Thenh/(dy) =

With this statement, it is clear that we obtain the desired mapping h, for every ¢ € Q)
simply by restricting k" appropriately.

For the induction base (n = 0), there is nothing to show. We show the induction step
(n — n + 1). To this end, let n € N such that P(n) holds. We show that P(n + 1)
holds. To this end, let p € Q.

Statement 1: Let d € D5 (M) and |[pos(d)] < n + 1. Then there are p' € R,
p'=(p1- pr,a,p),and dy, ..., dy such that d = p/(ds, ..., dx), dj € D& (M), and
|pos(d;)| < n. By the induction hypothesis (i.e., P(n) holds), we have that

e W(d;) € DE(M[p/M").
o hi(m(dj))™ = h!(m(h'(d;)))*, and

o (dj) = (W(d))).

94



4.3 Binarization mappings

We distinguish two cases. The case that p’ # p is easy. We turn to the case that p’ = p.
Then p = q. It is easy to see that h'(d) € D& (M |[p/M’]). We derive

hi(m(d)™ = hi(m(p(dy, ..., di)" = hi(e(n(dr),. .., 7(dk)))™
= [hi(a) (ha(m(d)), . . ., ha(m(dr)))] 7"

= hi(a)™ (h ( (d), .. hi(m(de))™) (Cor. 4.2.7)
= h{ (m (W (o))" (h”( (W () W (W () M)
= R (w (W ()™ (Cor. 4.2.10)

where, for (1), we derive hi(a)Ai = hi(&)A = hi(n (W' (p))):. Finally, we derive

(R (d)y = (B'(dy)) -~ (W' (dg)) - {d,) (commutativity)
= (dv) -+ {dy) - p(p) = {d) .

Statement 2: Let dy,ds € DE(M), |pos(dy)| + |pos(d2)] < n+ 1, and h/(dy) =
h'(d2). We distinguish three cases. Case 1: Let d(¢), da(e) # pordi(e) = da(e) = p.
Then it is easy to apply the induction hypothesis. Case 2: Let d1(¢) = p and da(e) # p.
Then h/(d1)(e) € R'|;and h'(d2)(¢) € R. Since M and M’ are compatible, R'|,NR =
(). So this case does not occur. Case 3: Let di(¢) # p and da(g) = p. For reasons of
symmetry, this case does not occur either.

Statement 3: Let d' € D&% (M|[p/M']) with |pos(d’)] < n + 1. We distinguish
two cases. Case 1: Let d'(¢) € R. Moreover, let d'(¢) = (p1---pg,a,p). Then
P1,---, Pk € Q and, by the induction hypothesis, there are dy, ..., d; with h/(d;) =
d'|;. We construct d = d'(¢)(dy,...,dx). It is easy to see that d € DE(M) and
h'(d) = d'. Case 2: Let d'(¢) ¢ R. Since p € @, and since M and M’ are compatible,
we have that p = ¢. Recall that, for every d” € D@ (M'), we have that d’ C d,.

Since the run d’ is complete, we have that d, T d', i.e., there are d},...,d) such
that ' = d,[d}]w, - - - [d}}w,- By the induction hypothesis, we obtain that there are
di,...,d; with h(d;) = d;. We construct d = p(dy, ..., dg). -

Corollary 4.3.5 Let p be a suprabinary rule of B and B’ a binarization of p. Then
Blp/B'] is admissible and equivalent to B.

PROOF. Let (hq | ¢ € Q) be a family of mappings as postulated in Lm. 4.3.4. Using
said lemma, it is easy to see that, for every ¢ € @ and (aq,...,a,) € A1 X -+ X Ay,

he({d | d € D&(M[p/M')),Vi: b (n(d)* = a;})
= {d| de DL (M),Vi: hi(x(d))™ = a;} .
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4 Generic binarization of weighted grammars

This implies that B[p/B’] is admissible.
Moreover, let (a1, ...,a,) € Ay X --- X A,. Then

[Bl(a1, ... an) = deTF: hi(€)Ai=a; quQ,dqu(M,g) (d) - vq
- Z£eTr,qu,dqu(M,§): hi(€)Ai=a; (d) - Vq
- quQ,deDgo(M): hi(w(d))““i:ai<d> "V

= 224€QdeD% (M) 1 (n(hy(d)4i=a; (a(d)) - Vg

7

= quQ,d’eDgo(M’); h;'(w(df))Ai:ai<d/> Yy (hq is bijective)

/!

= deTFUr,: h;’(g)Aizai quQ,d’eDQ(M’,g) <d/> Yy
= deTFUF,; Rl (€)Ai=a; quQUQ’,d’eD‘Z(M’,g)<d,> ) Vg = [Blp/B'[(a1,...,an) .m

4.3.2 Binarization mappings

Now we are able to formally define binarization mappings for IRTGs. To this end, let C
be a set of admissible IRTGs over A and S. A binarization mapping bin for C is a par-
tial mapping bin: C — C that preserves meaning. The binarization domain bdom(bin )
of bin is the set { B | B € dom(bin),rk(bin(B)) < 2}. A binarization mapping bin is
complete if bdom(bin) O {B | B € C,3B' € C: [B] = [B'],rk(B’) < 2}. Itis rule-
by-rule complete if bdom(bin) contains every B € C such that for every suprabinary
rule p of B there is a binarization of p.

We distinguish between the domain of bin and its binarization domain so as to enable
“best-effort binarization™; i.e., even if, for some B € C, we do not find an equivalent B’
of rank 2, we can at least attempt to reduce the number of suprabinary rules. In this
case B € dom(bin) \ bdom(bin). This case can be useful in practice; our theoretical
considerations, however, are limited to bdom/(bin).

We abbreviate “rule-by-rule complete binarization mapping” by RCBM. If an RCBM
bin exists, then every complete binarization mapping is also rule-by-rule complete,
for then bin(B) is a witness that B is in the binarization domain of every complete
binarization mapping. Such an RCBM bin, however, need not exist; for instance, the
class C may be so severely restricted that replacing a suprabinary rule by its binarization
leads out of C.

4.4 Constructing a binarization mapping

In this section, we construct an RCBM for IRTGs over A and S. First, we consider
an example of our construction, then we define the necessary concepts, and finally, we
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4.4 Constructing a binarization mapping

arrive at the construction. The binarization mapping will not be computable in general,
and we will tackle this problem in the next section.

Example 4.4.1 (Ex. 4.3.1 contd.) Now we construct the binarization of our rule sys-
tematically. We proceed as follows (cf. Fig. 4.6). For each of the terms hq(«) and
ha(«) (Fig. 4.6a), we consider all terms that satisfy two properties (Fig. 4.6b): (i) they
are equivalent to h(«) and ho(a), respectively, and (ii) at each node at most two sub-
trees contain variables. As Fig. 4.6 suggests, there may be several different terms of
this kind. For each of these terms, we analyze the bracketing of variables, obtaining
what we call a variable tree (Fig. 4.6¢). Now we pick terms ¢; and ¢o corresponding to
hi(a) and ha(a), respectively, such that (iii) they have the same variable tree, say 7.
We construct a tree £ from 7 by a simple relabeling, and we read off the tree homo-
morphisms /] and b/, from a decomposition we perform on ¢; and ¢, respectively; see
Fig. 4.6, dotted arrows, and compare the boxes in Fig. 4.6d with the homomorphisms
in Fig. 4.5. Now the rules in Fig. 4.5 are easily extracted from &.

With the tree &, the rules, and the tree homomorphisms, we have all ingredients for
a ¢-binarization; and, indeed, we obtain a binarization: our rules are equivalent to the
original one because of (i); they are binary because £ is binary, which in turn holds
because of (ii); finally, the decompositions of ¢; and ¢, are compatible with ¢ because
of (iii). We call a sequence (t1,t2) a binarization hedge if (i)—(iii) are satisfied. We
will see below that the existence of a binarization is tantamount to the existence of a
binarization hedge. Our main task will be finding a binarization hedge. O

4.4.1 Variable trees and term decomposition

Let us define the concept of variable trees as well as the decomposition that corresponds
to the two outer dotted arrows in Fig. 4.6. In order to keep notation uncluttered, we will
disregard the IRTG B in this subsection and rather proceed in a general setting. To this
end, let A be an arbitrary ranked alphabet and ¢ € T4"(X).

We begin with a few auxiliary concepts. By var(t) we denote the set of all ele-
ments of X that occur in ¢, ie., var(t) = {t(w) | t(w) € X}. Letty,...,t; €
T (X). We call this sequence eligible (for a canonical sort) if (i) var(t;) # 0 and
(ii) var(t;) N var(t;) # 0 implies j = j'. Let ¢1,...,t; be eligible. Then the canoni-
cal sort csort(ty, ..., t;) of t1, ..., t; is the sequence obtained from ¢1, . . ., ¢; by sorting
the trees according to the least variable index. For instance, we have that

csort(8'(z3), 6 (w2, 24)) = (5($27$4)75/(x3)) )

because the least variable index is 3 in the first argument tree, it is 2 in the second, and
3 > 2, so we have to swap the trees. We call the sequence 1, . .., t; canonically sorted
if it is equal to its canonical sort.
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Figure 4.6: Outline of the binarization algorithm.
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4.4 Constructing a binarization mapping

We define the variable tree v(t) of t by induction. For this, we let v: TE"(X) —
Th”@}( ) with

{*
v(z;) =z,
0 if [ =0,
v(0(t1, ... k) = qv(t)) ifl =1, ((XSPAY)
*(v(t]),...,v(t;)) otherwise,
where t/, ... ,t; is the canonical sort of the sequence that is obtained from ¢1, ...,

by removing every occurrence of any tree that does not contain any variable; since ¢ is
linear, that sequence is eligible.

Example 4.4.2 Let ¢y, t2, and 7 be given by Fig. 4.6. Then v(t;) = 7 = v(t2). O
Observation 4.4.3 (i) var(t) = 0 iff v(t) = 0 and (ii) var(t) = var(v(t)).

Next we show that applying a tree homomorphism to a binary tree preserves the
variable tree.

Lemma 4.4.4 Let h: T1(X) — Ta(X) a tree homomorphism. For every m € N and
binary & € THE™(X) with |pos(€)| < m, we have v(€) = v(h(£)).

PROOF. By induction on m. For the induction base (m = 0), there is nothing to show.
For the induction step (m — m + 1), let m € N and £ € TE"(X) be binary with
|pos(&)| < m + 1. We distinguish three cases. Case 1: £ € X. Trivial.

Case 2: £(¢) € '), There are o € I" and &1, &5 € Té(X) with € = a(&y,&). We
let v; = v(&1) and v = v(&2), and we define the following predicates:

P(j) < var(&) #0, P(j,w) <= P(j) A z; occurs in h(a)|y,
Note that P(j) <= P(j,e). We derive

0 =P(1) A=P(2)
) u P(1) A=P(2)
R —~P(1) A P(2)
*(csort(vy,v2)) P( ) A P(2)
= v(h(@)lcfz1/h(&)][x2/h(&2)]) ()
= v(h(e)[z1/h(E1)] w2/ (2)])
= v(h(a(&1,£2))) = v(h(E)) »
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4 Generic binarization of weighted grammars

where (}) follows from the following statement, which is easily proved by induction:
for every m’ € N and w € pos(h(a)) with [pos(h(a)|,)| < m/, we have that

v (h(a)|wlz1 /h(ED)][22/h(&)])

0 —~P(1,w) A ~P(2,w)
I P(1,w) AN =P (2,w)
) o -P(1,w) A P(2,w)

*(csort(vi,v2))  P(1,w) A P(2,w)

The outer induction hypothesis, v(&;) = v(h(&;)), is needed when h(«)|,, = z;.
Case 3: £(e) € T yTM); similar to Case 2. -

Example 4.4.5 (Ex. 4.4.2 contd.) Lemma 4.4.4 requires that £ be binary. We consider
a tree homomorphism A and a suprabinary & where v(£) # v(h(€)). To this end, we
assume a ternary « that is mapped by h to to. Welet§ = a(x1, 29, x3). Then h(&) = to,
v(t2) = 7, and v(§) = *(x1, z2, x3).

Let A; and Ay be ranked alphabets, t; € Ta,(X), and t2 € Ta,(X). We say that
t1 and ty are congruent if pos(t1) = pos(tz) and, for every w € pos(t1) and j € N,
tl ('U}) = .I'j iff tg(w) = acj.

Next we define the term decomposition f(t) of t by defining the mapping f. For
instance, the term decompositions of ¢; and to are shown in Fig. 4.6(d). Our aim is to
make f(¢) and v(t) congruent, so that we canread off 1, ..., h/, from f(t1),..., f(tn).

For the range of f, we stretch the notion of a ranked alphabet and permit an infinite
set of symbols. Ultimately we will apply f only to a finite number of trees, and for
those instances a finite set of symbols suffices, but that set is cumbersome to describe
in advance. Let A’ = {t*) | t € Ca(X})}. We call each element of A’ a fragment.

Before we define f: TE"(X) — T4 (X) formally, we consider some intuition. For
this, let t € T&"(X), t = 6(t1,...,t), and 6 € A. Then we construct the root label

of f(t) from the fragment 6(z1,...,x)) in two steps. First, for every j such that ¢;
does not contain any variable, we replace x; by ¢;. The resulting fragment contains the
variables xj,,...,x;, where t;,,...,t; are the trees that do contain variables. With the

second step, we avoid nodes of rank 1, because those are not present in a variable tree,
and we want to achieve congruency. So, if [ = 1 and the root fragment of f(¢;,) is not
a variable itself, we replace x;, by that fragment. If [ # 1, then for every ¢ such that the
root fragment of f(¢;,) is unary, we replace x;, by that fragment. The successors of the
root of f(t) are computed accordingly.

Formally, we define f: T4"(X) — T4 (X) inductively as follows. Let t = ;.
Then f(t) = x;. Lett = 6(t1,...,tx), 0 € A, and t},...,¢; be the canonical sort of
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4.4 Constructing a binarization mapping

the sequence that is obtained from ¢4, . . ., tx by removing every occurrence of any tree
that does not contain any variable. There are uniquely determined ji, ..., j; such that
t, =t; forevery . € {1,...,1}. Moreover, letu, ..., u; withu, = f(t,). We proceed
by case distinction.

1. Ifl =1and ui(e) ¢ X, then

f@) =0, tp) (url, - uihi,, )
where ¢/ is u1 (), and t7 = t; for j # j1.

2. Otherwise, we let

F@)=0(t1,.... ) (- up)
where, for every ¢ € {1,...,1},
o ifrky, () = 1, then t] = u,(e)[z1/x,] and uj = |1,
o ifrky, (¢) # 1, then t =z, and u) = u,,
and t] =t; forj & {j1,..., i}

Example 4.4.6 (Ex. 4.4.2 contd.) We show how to compute f(¢2). First, we perform
the canonical sort of the sequence t2|1, t2|2, which yields t2|2, t2|1. Second, we com-
pute u; = f(t2|2) and uy = f(t2‘1>.

For u;, we first observe that the sequence t2|21, t2|22 is already canonically sorted.
We compute f(t2]|21) and f(t2]22), which is 1 and w9, respectively. Now we con-
struct u;. Since rky, (€),1ke,(¢) # 1, we do not merge, and we obtain that u; =
[con?(z1, 22)](21, x2). For ua, the sequence t5|11 is also already sorted. We compute
f(t2]11), which is z3. Now we construct ug. Since rkg, () # 1, we also do not merge,
and we obtain that us = [con?(z1, a)](z3).

Finally, we construct f(t2). We have that rk,,, (¢) # 1 and rk,,(¢) = 1, so we have
to merge once. We derive

f(t2) = [con®(ug(e)[w1/xa], 21)] (u1, ua|1)

= [con®(con®(z2, a), 71)] ([con®(z1, 32)] (1, 22), 73) . 0

We show that v(¢) and f(t) are congruent if |var(¢)| > 1, and we show how to con-
struct a tree homomorphism that maps f(¢) back to ¢. To this end, let A” C A’ be finite.
Then we define the tree homomorphism har: Tan(X) — Ta(X) by har(d) = 6 for
every & € A”. Moreover, we define A'|; = {§*) | § € A’®) Jw € pos(t): t(w) =
0}.
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Lemma 4.4.7 For every m € N and t € TH"(X) with |pos(t)] < m, we have the
following. If |var(t)| > 1, then v(t) and f(t) are congruent; otherwise, var(f(t)) =
var(t) and pos(f(t)) C {e,1}. Moreover, for every finite A" with A'| ) € A" C A/,
we have that har (f(t)) = t.

PROOF. By induction on m. For the induction base (m = 0), there is nothing to show.
We show the induction step (m — m+1). To this end, letm € Nand t € Ti"(X) with
|pos(t)] < m+ 1. If t € X, then the statements are easy to see. Let t = §(¢1,...,1x)
with 6 € A, and lett,...,t], j1,..., i, and u1, ..., u be as in the definition of f.

Let |var(t)] < 1. Then! < 1. If [ = 0, then it is easy to see that f(t) = t and,
hence, var(f(t)) = 0 = var(t) and pos(f(t)) = {e} (recall that ¢ is the label of the
root of f(t)). If | = 1, then |var(t})| = 1. We derive var(f(t)) = var(f(t})) =
var(t}) = var(t). By the induction hypothesis, pos(u1) C {e, 1}. By the definition of
f(t), pos(f(t)) C {e, 1} holds as well.

Let |var(t)] > 1. If I = 1 and uy(e) ¢ X, then |var(t})| > 1. By the induc-
tion hypothesis, v(t}) and u; are congruent. We derive pos(f(t)) = pos(f(t})) =
pos(v(t])) = pos(v(t)). Moreover, f(t)(w) = z;iff f(t])(w) = z; iff v(t))(w) = x;
iff v(t)(w) = ;. If Il # 1 orui(e) € X, we proceed as follows. By the induction
hypothesis, v(t,) and f(t]) are congruent for every ¢ with |var(¢,)| > 1. We derive

pos(f(t)) ={e}U{ww | e {1,... 1}, 1ky, () = 1,w € pos(u,|1)}
U{ww | e e{l,...,1},1ky, (e) # 1,w € pos(u,)}
={etU{e |ee{l,....l},rky(e) =1}
U{ww | e {1,...,1},1ky, () # 1,w € pos(v(t))}
— pos(u(t)) .

where we use the following reasoning. If rk,, (¢) = 1, then u, is not congruent with any
variable tree, and the induction hypothesis yields |var(¢})| < 1, which in turn implies
that pos(t,) C {e,1}. By assumption, |var(¢})| > 0, so |var(¢})| = 1. Hence, and
since rk,, (¢) = 1, we obtain that u,|; € X. By similar reasoning, one can prove that
F(t)(w) = 2, iff v(t) (w) = .

Now we show that harv(f(t)) = t. We distinguish two cases. First, let [ = 1
and ui(e) ¢ X. Lett{,...,t] be as in the definition of f. We let I’ = rk,, (¢) and
g: Xy — TaA(X) with g(xj) = har(u1];). First, we prove that gﬁ(t;’) =t;. If j # ji.
then this is trivial. If j = j;, then we derive

=t;. (induction hypothesis)
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Second, we derive

han(F(1) = gF(8(H], .. 1)) = 0(gF (1)), - g (1)) = O(tr, ... t) = 1.

Now let I # 1 orui(e) € X. Lett],...,t] and v}, ..., u] be as in the definition
of f, and let g: Xy — Ta(X) with g(z;) = hav(u}). As afirst step, we prove that
gﬁ(t;’) =t;. If j & {j1,...,41}. then this is trivial. If there is a ¢ with j = j, and
rky, () = 1, then we derive

F () = gh(w(e)[z1/2]) = w(e) w1 /har (w)] = har(w.)
=t;. (induction hypothesis)
If there is a ¢ with j = j, and rk,, (¢) # 1, then we derive
F(t7) = ¢*(@) = har(w,)
=t;. (induction hypothesis)

The second step, har(f(t)) = t, is as in the former case. n

4.4.2 Constructing a binarization

Now we apply the concepts of the previous subsection in our context of IRTGs. Let
t = (t1,...,tn) be a sequence such that t; € Ta,(Xy). We call t a binarization hedge
of p if the following two properties hold:

(i) hi() =4,
(ii) the terms ¢y, ...,t, have the same variable tree, which is binary.

Let ¢ be a binarization hedge of p, and let
I ={(1,...,0,)™ | 3w € pos(v(t1)): k = ko) (w), Vi: & = f(t:)(w)} .

This definition is sound because pos(f(t;)) = pos(v(t;)), by Lm. 4.4.7, and v(t;) =
v(t1), by assumption. We construct a tree { € Cp/(Xy) and a {-binarization of p.
We let £ be obtained from v(¢1) by replacing, at each %-labeled position w, the label
* by (f(t1)(w), ..., f(t,)(w)). Since v(t1) is binary, so is £&. Moreover, we let & =
&lz1/q] - - - [k /qx], and we define the IRTG B(p, t) over A and S with

e B(p,t)= (Flleah/)’

[ ] M/ = (Q/ U {Q}aqaRlﬂul)’
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e Q' ={¢w|wepos({),w+# e}, and
o R ={py|we€pos({),&(w) ¢ Q} where

pa: (5/‘1”.6/’1”1(5/(5)’5/(5)7q) °
Puw (gl‘wl o 'Ellwrkgl(wﬁgl(w%f/’w) ) (w # ¢€)

o 1 (pe) = pu(p) and p'(py) = 1 forw # ¢,
o Ni((61,...,0,)) = bi.

By Lm. 4.4.7, we have that h;(a)% = t;“i = h}(€)%. With this, it is easy to see that
B(p,t) is indeed a &-binarization of p. It is even rank normal, because a variable tree
such as v(t1) does not contain any unary nodes.

Example 4.4.8 We can view the binarization of Fig. 4.5 as an instance of our construc-
tion, where we have

o = (con2(x1,azg),con2(con2(m2,a),xl)) ,
o = (COH2($1,$2),C0n2<$1,$2)) ,
£ =d (" (x1,12),23) ,
A'=d"(B,C). O

Lemma 4.4.9 The following statements are equivalent:
1. There is a binarization of p.
2. There is a binarization hedge of p.

3. There is a rank-normal binarization of p.

PROOF. “1 = 2”. Let (I", M’, h') be a &-binarization of p. Then & is binary, and so is
v(€). By Lm. 4.4.4, the sequence (h}(§),...,h!,(£)) is a binarization hedge. “2 = 3”.
Let ¢ be a binarization hedge of p. Then B(p,t) is a rank-normal binarization of p, as
we have seen. “3 = 1”. Trivial. n

It remains to show how we can find a binarization hedge of p, if there is any. We
begin our investigation with the following observation.
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4.5 Constructing a computable binarization mapping

Observation 4.4.10 Ler (b; | i € {1,...,n}) with
bi: Ca;(Xk) = P(Ca,(Xk))
ts {t' |t € Ca,(Xp), 7 = "4 o(t') is binary} .
Then there is a binarization hedge of p precisely when (), v(b;(hi(c))) # 0.

Example 4.4.11 (Ex. 4.3.1 contd.) Figure 4.6(b) shows some elements of by (hi(«))
and ba(ha(a)). 0

Example 4.4.12 (Ex. 4.3.3 contd.) Now we can argue that the first rule does not admit
a binarization, by looking at v (b1 (h1(c))) Nv(b2(ha(a))), where

4 ha ho 4
con”(xy, e, T3, Ty) — o —> con” (x3,x1, T4, T2) .

It is straightforward to enumerate v(b;(h;(«))). For i = 1, each element has yield
r1T9x3x4; for i = 2, no element does. Hence, the corresponding sets are disjoint.

Observation 4.4.10 constitutes an RCBM “template”, which is depicted in Fig. 4.7.
This template gives rise to a class of RCBMs, where we obtain a concrete RCBM
by specifying the precise order in which the for-loop in Line 2 iterates over the rules
and by making the selections in Lines 5 and 8 deterministic. We note that there is
a technical problem with this template: in Line 9, it is not guaranteed that B’ and
B(p, (t1,...,t,)) are compatible. However, since our construction for B(p, t) follows
a rather strict regime with respect to I'' and @Q’, we can assume that the assignment in
Line 1 also prepares B’ so that conflicts with this regime are ruled out.

The binarization mappings specified by the template are total (technically, left-total
on the set of all IRTGs over A and S): if a rule of the given IRTG does not have a
binarization, then it is simply carried over to the new grammar, which then has a rank
higher than 2.

4.5 Constructing a computable binarization mapping

In Fig. 4.7, we have seen a template for RCBMs. This template is based on the map-
pings b1, ..., b, of Obs. 4.4.10, which map a term to the set of all equivalent terms
whose variable tree is binary. However, without any restrictions on the algebras, term
equivalence is undecidable, and b; is thus not computable. Consequently, said RCBMs
are not computable either. In this section, we revise our template so that it describes
computable binarization mappings. To this end, we “outsource” b; to the user. Put more
precisely, we require the user to specify an explicit approximation b; of the mapping b;.
We call this approximation a binarization rule (b-rule).
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4 Generic binarization of weighted grammars

Input: IRTG B = (I', M, h) over A and S
Output: IRTG B’ over A and S

I: B+ B

2: for eachrule p: (g1 - - - qi, o, q) of B with k > 2 do
3 L), o(bi(hila)

4:  if L # () then

5: select 7 € L

6: fori=1,...,ndo

7: L; < bij(hi(a)) Nv=L(7)

8: selectt; € L;

9: B« B'lp/B(p, (t1,...,tn))]

Figure 4.7: RCBM template.

4.5.1 Binarization rule and algorithmization

Let us define the concept of a b-rule. In order to keep notation uncluttered, we will
disregard the IRTG B in this subsection and rather proceed in a general setting. To this
end, let A be an arbitrary ranked alphabet. For this section, we extend the notion of a
(recognizable) tree language to subsets of T (X’) for finite X’ C X. We achieve this
by identifying T (X') with TAU O |pex}-

A binarization rule (b-rule) b over A is amapping b: A — P(Ta (X)) such that for
every 6 € A

e b(0) C CaA(Xk),
e b(9) is a recognizable tree language, and
e v(t) is binary for every t € b(J).

We extend b to TA (X) by letting

b(z;) = {z;}
b(S(t1,. ... te)) = {tler/th] - [w/t3] | t € 6(5), 1} € b(t;)} .

Given an algebra A over A, b is called a b-rule over A if

tebt) = th =14,
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4.5 Constructing a computable binarization mapping

Such a b-rule encodes equivalence in .4, and it does so in an explicit and compact way:
since b(0) is a recognizable tree language, a b-rule can be specified by a finite collection
of FTAs, one for each symbol § € A.

Example 4.5.1 We consider a b-rule b for the algebra A from Ex. 4.3.1. Each symbol
a € A is mapped to the language {a}. Each symbol con”, k > 2, is mapped to
the language recognized by the following FTA with states of the form [j, /] (where
0 < j < 7' < k) and root state [0, k]:

(e,zj, [ — 1,4)), (1<j<h
(14, 5" 15", 4], con®, 4, 5']) - 0<j<j"<j <k

This language expresses all possible ways in which con” can be equivalently written in
terms of con?. O

Lemma 4.5.2 For every m € Nand t € Ta(X) with |pos(t)| < m, the set b(t) is a
recognizable tree language, and effectively so.

PROOF. By induction on m. For the base case (m = 0), there is nothing to show. We
show the induction step (m — m + 1). To this end, let m € N and t € Ta(X) with
|pos(t)| < m + 1. We distinguish two cases.

Case 1: Lett = ;. Then b(t) = {x;}, which is trivially recognizable.

Case 2: Lett = d(t1,...,t;) with 6 € A. By definition, b(9) is recognizable. By
the induction hypothesis, b(¢1), ..., b(tx) are recognizable. The class of recognizable
tree languages is closed under substitution, and effectively so [80, Prop. 7.3]. ™

Now we show that, for every finite X’ C X and recognizable tree language L C
Ca(X"), also v(L) is recognizable. To this end, we introduce an auxiliary result. Let
X' C X be finite and G = (P, R,pg) an FTA over A U X’ in root-state form. A
(variable) inspection 1) of G is a mapping n: P — P(X’) such that for every p € P,
t € Ta(X'),d € DP(G,t), and w € pos(d), we have var(t|,) = n(mp(d|w)).

Lemma 4.5.3 Let L(G) C Ca(X'). Then there is effectively an inspection 1 of G.

PROOF. Algorithm 4.1 constructs 7, along with the set P’ of productive states. It ter-
minates when P’ is saturated, which is bound to happen because P’ never shrinks, and
it is bounded by P. Now we show that 7 is a variable inspection of G. We note that
this holds regardless of the order in which the rules are iterated in the for loops. Let us
assume that the order is arbitrary, but fixed.
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4 Generic binarization of weighted grammars

Algorithm 4.1 Algorithm for computing a variable inspection.
Input: FTA G = (P, R, po) with L(G) C Ca(X")
Qutput: variable inspection 7 of G

Ln <=1y > 1)y maps every state to 0

2: P« (Z)

3: for rule (¢, z;,p) in R do

4: if p & P’ then
n(p) < {z;}
P+ P'U{p}

while P’ not saturated do

for rule (p1 - - px, d,p) in R with § € A do

if {p1,...,pr} C P'andp ¢ P’ then

I n(p) < U; n(p;)

11: P+ P'U{p}

Y 3 W

e

First of all, it is easy to see that the following invariant holds during the run of
the algorithm: for every p € P’, there is a t € Ta(X') with DP(G,t) # 0 and
var(t) = n(p). Now we prove our main statement by contradiction. For this, let

C ={(p,t,d,w) |t € TaA(X"),d € D" (G,t),w € pos(t),p = wp(d|w),
p & P'Vvar(tlw) # n(p)} -

We assume that C' is nonempty. Then there is a (p, ¢, d, w) € C such that |pos(t|)| is
minimal (minimality assumption). We distinguish three cases.

Case 1: Let t(w) = xj and p ¢ P’. Then (¢, z,p) € R. By Lines 3to 6,p € P'.

Case 2: Let t(w) = 8,5 € A, and p ¢ P’. Then there are py,...,pg with
d(e) = (p1---pk,0,p) and d|,; € DPi(G,t|yj). By our minimality assumption,
(pj,d,t,wj) ¢ C. Hence, p; € P'. By Lines 8 to 11, p € P'.

Case 3: Let p € P’. Then var(t|,) # n(p). Since p € P’, thereis at’ € Ta(X')
with DP(G,t') # () and var(¢') = n(p). Thus, there is a d’ € DP(G,t"). We construct
t" = t[t'], and d" = d[d'],,. It is easy to see that ¢, € L(G) and that at least one of
them is not in C'a (X"), which contradicts our assumption that L(G) C Ca(X).

We obtained a contradiction in each case, so we conclude that C' is empty. n

Example 4.5.4 (Ex. 4.5.1 contd.) We apply Alg. 4.1 to the FTA for b(con?), and we
protocol the values of P’ and 7 at the end of certain lines. Then we obtain Tab. 4.2.
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line P n([0,1])  n((1,2]) n(2,3)) n(0,2]) =(1,3])  n(0,3])

3 0 0 0 0 0 0 0

7 {[O’ 1]’ [17 2]a [27 3]} {551} {xZ} {1‘3} @ (Z) @
{[0,1],11,2], 2, 3],

11 [0,2],[1,3]} {z1} {2} {zs}  {z1,22}  {w2, 23} 0
{[0,1], [1, 2], [2, 3],

10,21, 11,31, 0,31} {z} {22} {ws}  A{a1, 22} {w2, 23} {a1,20,23}

Table 4.2: A run of Alg. 4.1.
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4 Generic binarization of weighted grammars

For every finite X’ C X, we transfer the definition of a canonical sort to finite

sequences over P(X') as follows. A sequence u1,...,u; C X' is eligible if u; # ()
and u; N ujr # () implies j = j'. Let uy,...,u; be eligible. Then the canonical
sort csort(uq, ..., u;) of uy, ..., uy is the sequence obtained from w1, . .., u; by sorting

according to the least variable index. For instance,

csort({xs}, {x2, x4}) = ({952,904}u {333}) :

Observation 4.5.5 Let G be trim and 1 an inspection of G. Then var(t) = n(p) for
every p € P and t with DP(G,t) # (. Consequently, n(p) = an(pj)for every
(p1-- DK, 0,p) € R, and the sequence obtained from n(p1),...,n(px) by removing
every occurrence of the empty set is eligible for a canonical sort. Let 1) be an inspection
of G. Thenn =1

Next, we show that v(L) is recognizable for every recognizable tree language L. We
begin with the corresponding construction. Let (G be trim and 7 an inspection for G.
We define the FTA 7(G) over {x,0} U X’ by

n(G) = (n(P), n(R),n(po))
where 7(R) is the smallest set R’ of transitions such that the following holds.
o Let (¢,z;,p) € R. Then (¢, z;,{z;}) € R'.

o Let (p1---pg,0,p) € R, 0 € A, and uq,...,u; be the canonical sort of the
sequence obtained from 7(p1), ..., n(px) by removing every occurrence of (). If
[ =0,then (¢,0,p) € R'.If | > 2, then (uq - - - ug, %, n(p)) € R'.

Example 4.5.6 (Ex. 4.5.1 contd.) Let G be the FTA for b(con?). In this case, each
transition of 77(G) is constructed from a transition of G

(&,21,[0,1])  ~» (&, @1, {z1})

(e,32,[L,2]) (e, @2, {z2}) ,

(e,23,(2,3])  ~ (e, w3, {z3}) ,
([0,1][1, 2], con?,[0,2])  ~ ({21 Haak, {21, 22})
([1,2][2,3],con?, [1,3])  ~ ({2 {zs}, *, {w2, 23})

([0, 1][1, 3], con?, [0, 3]) ~o ({z1 Hxo, 23}, %, {21, 22, 23}) ,
([0, 2][2, 3], con?, [0, 3]) ~ ({x1, x2}{x3}, *, {x1, 22, 23}) . O
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4.5 Constructing a computable binarization mapping

Lemma 4.5.7 Let L C Ca(X') be recognizable. Then v(L) is effectively recognizable.

PROOF. By Lm. 2.4.10, there is a trim FTA G in root-state form with L(G) = L.
Let G = (P,R,pp). By Lm. 4.5.3, there is an inspection 1 of G. For the proof of
v(L(G)) = L(n(Q)), one shows by induction on m that the following two statements
hold. This is straightforward. Statement 1: For every m € N, p € P, and d € D%,(G)
with |pos(d)| < m, thereis a d' € D) (n(@)) with mg, gyuxe(d) = v(maux(d)).
Statement 2: For every m € N, p € P,and d’' € DZJ(EP) (n(@)), there is a d € D%(G)
with 7, gyox(d) = v(Taux:(d)). n

Now we show that LNv~!(7) is recognizable for every recognizable tree language L
and every variable tree 7. Again, we begin with the corresponding construction. Let G
be trim, 7 an inspection for G, and 7 = v(t) for some ¢ € Ca(X’). We define the FTA
n(G, 1) over AU X' by

(G, ) = (P.n(R,7),po)
where 7(R, 7) is the smallest set R’ of transitions such that the following holds.
e Let (¢,z5,p) € R. If 7(w) = x; for some w € pos(7), then (¢, z;,p) € R

e Let (p1---pk,0,p) € R, 6 € A, and uq,...,u; be the canonical sort of the
sequence obtained from 7(p1), ..., n(px) by removing every occurrence of (). If
[ < 2 orif there is a w € pos(7) with rk,(w) = [, var(7|y) = n(p), and
var(7|y;) = uj, then (p1 - - - pi, 0, p) € R

Example 4.5.8 (Ex. 4.5.1 contd.) Let G be the FTA for b(con?®) and 7 as in Fig. 4.6,
ie., 7 = x(x(x1,22),23). Then n(G, ) has the following transitions: (e, z1, [0, 1]),
(e, 22,[1,2]), (e, 23,(2,3]), ([0,1][1, 2], con?, [0,2]), ([0, 2][2, 3], con?, [0, 3]). 0

Lemma 4.5.9 Let L C Ca(X') be recognizable and T = v(t) for some t € L. Then
LN v~ Y(7) is effectively recognizable.

PROOF. By Lm. 2.4.10, there is a trim FTA G in root-state form with L(G) = L.
Let G = (P,R,pp). By Lm. 4.5.3, there is an inspection  of G. We prove that
L(G)Nnv= () = L(n(G,T)).

We begin with “C”. To this end, let ¢ € L(G) such that v(¢) = 7. Then there is
a po-run d of G on t. We show by induction on m that d|,, € DP(G) implies d|,, €
DP(n(G, 1)) forevery m € N, p € P, and w € pos(d) with |pos(d|,)| < m. For the
induction base (m = 0), there is nothing to show. We show the induction step (m —
m+ 1). For this, let m € N, p € P, and w € pos(d) such that |pos(d|,,)| < m+1 and
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4 Generic binarization of weighted grammars

d|lw € DP(G). By the induction hypothesis, it suffices to show that d(w) € n(R, 7).
We distinguish two cases.

Case 1: Let d(w) = (e, z;,p). Then d(w) € n(R, 7).

Case 2: Let d(w) = (p1-- - pg,0,p) and 6 € A. Let uq, . .., u; be the canonical sort
of the sequence obtained from 7n(p1), . .., n(pr) by removing every occurrence of (). If
[ < 2, then d(w) € n(R, ) holds trivially. Let [ > 2; then by definition v(t|,,) =
*(v(t}),...,v(t])) where ¢}, ...t} is obtained from t|,1, . . ., t|,,x by removing every
occurrence of any tree that does not contain any variables. It is easy to see from the
recursive definition of v that v(t|,,) occurs in v(¢). Since 7 is an inspection, and since
var(v(t)) = var(t) for every t € Ta, we obtain that n(p) = var(t|,) = var(v(t|w))
and n(p;) = var(t|y;) = var(v(t|w;)). Hence, d(w) € n(R, 7).

Now we show “D”. Since n(R,7) C R, we obtain that L(n(G,7)) C L(G) and
that 7 is also an inspection for 1(G, 7). We show that L(n(G, 7)) C v~!(7). The case
that n(pg) = 0 is easy. Let n(pg) # 0. We make the following crucial observation: for
every u C X, there is at most one w’ € pos(7) with var(7|,) = u. Lett € Ta and
d € DP°(G,t). We show by induction on m that, for every m € N and w € pos(d), if
|pos(d|w)| < m and n(7p(d|y)) # 0, then there is a w’ € pos(7) such that v(t|,) =
T|w. Then, since var(t) = n(pp) = var(7|.) and by our observation, we have that
u(t) =T.

For the induction base (m = 0), there is nothing to show. We show the induction
step (m — m + 1). For this, let m € N and w € pos(d) such that |pos(d|,)| < m + 1
and n(mp(d|yw)) # 0. We distinguish two cases.

Case 1: Let d(w) = (g, z;,p). Clearly, there is a w’ € pos(7) with 7(w’) = x;.

Case 2: Let d(w) = (p1---pk,0,p) and § € A. Let uy,...,u; be obtained from
n(p1),--.,n(pk) by removing every occurrence of (). There are uniquely determined
Jis---,J1 such that w, = n(pj,). If I < 2, then ! = 1, and v(p) = ui. By the
induction hypothesis, there is a w’ with v(t|j,) = 7|,s. Hence, we can derive that
V(t|w) = V(thwj) = Tl If1 > 2, then v(t|y) = *(0(t|wj,)s-- -, v(thw;,)). Since
d(w) € n(R, T), we have that there is a w’ € 7 with var(7|,/) = n(p) and var(7|,s,) =
u,. By the induction hypothesis, we have that there are w}, . .., w) with v(t]yj,) = T|uw:-
By our initial observation, we obtain that w, = w’t. Hence, v(t|y) = 7w n

4.5.2 Binarization under binarization rules

Let b = (by,...,b,) such that b; is a b-rule over A;. A &-binarization (I, M’ 1)
of p is called “under b” if h(£) € b;(h;(«)). Likewise, a binarization hedge ¢ of p
is called “under b” if t; € b;(h;(a))). Lemma 4.4.9 and Obs. 4.4.10 carry over to
these restricted notions. A binarization mapping bin: C — C is called b-complete if
bdom(bin) contains every B € C such that for every suprabinary rule p of B there is a
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4.5 Constructing a computable binarization mapping

Algorithm 4.2 Binarization algorithm.
Input: IRTG B = (I', M, h) over A and S,
b-rules by, ..., b, over Aq,..., A,, respectively

Output: IRTG B’ over A and S

1: B+ B

2: for eachrule p: (q1 - - qx, @, q) of B with k > 2 do
3. compute FTA G’ for (), v(b;(hi()))

4:  if L(G") # () then

5: select 7 € L(G')

6 fori=1,...,ndo

7 compute FTA G/, for b;(h;(«)) Nv™1(7)

8 select t; € L(G))

9 B« B'[p/B(p,t1,...,tn)]

binarization of p under b.

By definition, rule-by-rule complete implies b-complete. The converse need not be
true. However, if the b-rules b have a certain property, we can guarantee that b-complete
also implies rule-by-rule complete. More specifically, we say that b is complete on B if
v(b;(hi(a)) = v(bi(hi(a)) forevery « € I'and i € {1,...,n}. Then the intersection
in Obs. 4.4.10 is empty in the restricted case iff it is empty in the general case, i.e.,

N v(bi(hi(a))) # 0 = N, v(bi(hi(a))) # 0.

Consequently, if b is complete on every element of C, then b-complete implies rule-by-
rule complete.

Now we have the ingredients that we need for a template that gives rise to a class
of computable binarization mappings. It is shown as Alg. 4.2. As before, we obtain a
concrete binarization mapping by making the for-loop and the selections deterministic.
In Line 3, we use Lms. 4.5.2 and 4.5.7 and that the class of recognizable tree languages
is effectively closed under intersection [80, Prop. 7.1]. In Line 7, we use Lm. 4.5.9.
The following theorem documents the behavior of the template. In short, when we fix
b, the template describes a class of b-complete binarization mappings.

Theorem 4.5.10 Let
e A= (Ay,...,A,) be a sequence of ranked alphabets,
e S a commutative semiring,
o A= (Ay,..., A,) asequence such that A; is a A;-algebra,

113



4 Generic binarization of weighted grammars

e b= (by,...,b,) asequence such that b; is a b-rule over A;.
Moreover, let B be an IRTG over A and S. If we execute Alg. 4.2 with input B and b,
then it terminates, and it outputs an IRTG B’ over A and S such that (i) B’ is of rank 2
iff every suprabinary rule of B has a binarization under b, (ii) if B is A-admissible,
then so is B', and (iii) in that case, B and B’ are A-equivalent.

The runtime of Alg. 4.2 is dominated by the intersection in Line 3, whose runtime
is in O(my - - - my,), where m; is the size of the FTA for b;(h;(«)). The quantity m; is
linear in the size of the terms in {h;(«) | @ € I'} and in the number of transitions in
the FTAs for the b-rule b;. It is convenient to consider this quantity to be constant; then
the overall runtime of our algorithm is in O(|R| - ¢™) for some ¢ € N.

4.6 Application to established formalisms

In this section we consider how the RCBMs for IRTGs can (or cannot) be used to obtain
RCBMs for established formalisms such as SCFGs, tree-to-string transducers (yXTTs),
or WSCFTGs.

4.6.1 General approach

First, we briefly consider two possible approaches to this question: the solution-transfer
approach and the problem-transfer approach. To this end, let F be a class of devices
(such as SCFGs).

In the solution-transfer approach, we are interested in a partial mapping bin: F — F
that preserves meaning and reduces the rank to 2. We assume that there is a suitable
subclass C of IRTGs for which we already have a binarization mapping bin’. Then we
define bin as follows: given an element of F, we convert it into an IRTG in C, we
apply (if possible) bin’, and then we convert the resulting IRTG back; naturally, the
conversion must preserve rank and meaning. The problem is that we cannot make any
meaningful statement about bin (e.g., whether it is rule-by-rule complete) without the
whole formal apparatus for F.

In the problem-transfer approach, we also assume that there is a suitable subclass C
of IRTGs as well as means of converting back and forth. However, we regard this
conversion as rather hypothetical, for when it comes to treating binarization and other
problems formally, we stipulate that C rather than F is the formalism in question, and
that F is effectively obsolete. That is, our aim then is to find a binarization mapping
bin: C — C. This change of perspective enables us to use IRTG terminology through-
out. We note that it remains possible to use existing infrastructure for F, namely via
conversion; we just do not make any formal statements pertaining to J.
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In the following, we will pursue the problem-transfer approach. To this end, we
define what a grammar formalism is (from the point of view of IRTGs), we motivate
that definition, and then we define the binarization mapping for a formalism, given
appropriate b-rules. We will consider examples of formalisms, such as SCFGs, and the
respective binarization mappings in the subsequent subsections.

Let A = (Aq,...,A,) be a sequence of ranked alphabets and S a semiring. A
(grammar) formalism is a triple (C, A, ) such that

e A= (A,...,A,)is asequence such that A; is a A;-algebra, and
e ( is a set of A-admissible IRTGs over A and S,

e ¢©: C — C is an idempotent mapping (called normal-form mapping) that pre-
serves meaning, rank, and rule-by-rule (non)binarizability, i.e., every suprabinary
rule of B has a binarization iff the same is true for ¢(B).

Let (C, A, ) be a formalism. We usually identify (C, A, ¢) with C. For every B € C,
we define the C-meaning [B]¢ of G by letting [B]¢ = [B] 4.

Let us motivate our definition of a formalism. First, we observe that the definition of
a grammar class such as SCFG implicitly uses a fixed selection of operations, and these
operations can be captured by a fixed sequence A of algebras. Second, it is important
to note that C is often a strict subset of all IRTGs over A and S; e.g., in a WSCFTG
the variables in Y may not occur arbitrarily often in a rule. Third, we recall that IRTGs
can offer a high degree of freedom for expressing the generational behavior of a rule,
as illustrated in Ex. 4.2.2. We accommodate this fact by the normal-form mapping. We
require that rank and rule-by-rule (non)binarizability be preserved so that the normal
form does not interfere with binarization.

Let b = (by,...,b,) be a sequence such that b; is a b-rule over .A;. Moreover, let
biny be a computable b-complete binarization mapping for .4-admissible IRTGs over
A and S; we know that such a mapping exists because of Thm. 4.5.10. We define the
partial mapping binc: C — C by letting

bine = (bing o ) N (C x C) .
There are three possible causes when B € C \ bdom(bin¢):
1. some suprabinary rule of B does not have a binarization,

2. the b-rules are not complete on ¢ (B), or

3. biny(¢(B)) € C.
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In a practical application, each of these causes may be acceptable. We, however, take
a theoretical stance and accept only the first cause. In other words, we want bing
to be rule-by-rule complete. Correspondingly, we say that C and b are admissible if
bing(p(C)) C C, and they are complete if b is complete on every element of ¢(C). If
we have admissibility and completeness, then bin¢ is rule-by-rule complete.

We note that the properties “admissible” and “complete” refer to the combination of
formalism and b-rules. However, for the sake of simplicity, we will also say that some
formalism is admissible or complete, assuming that the b-rules are fixed.

In the following subsections we consider concrete algebras and formalisms.

4.6.2 Useful algebras and b-rules

We consider three algebras together with suitable b-rules: the string algebra, the hedge
algebra, and the hedge algebra with substitution. A hedge is a sequence of trees; this
notion is central to XML-related theory [140, 177], and in work related to natural-
language processing, hedges are also called s-terms [169]. In this section, we deviate
from Sec. 2.2 and define trees and hedges anew.

To this end, let 3 and V' be sets. Then the set Hx, (V') of hedges over 3 indexed by V
and the set Tx (V') of trees over 3 indexed by V' are defined by

(H(V), Te(V)) = (H,T) ,
where (H,T') is the smallest pair, according to the pointwise subset relation, such that
e T"CH,
e V CT,and
e o(u)eTifoeXandu € H.

Let V' CXUVUXUY and f: V' — Hx(V). Then we define the mappings
f°, f”: Hx (V) — Hx(V), called first-order substitution and second-order substitu-
tion, respectively, as follows. We let

Ple)=1") =¢.

Forevery v € V and u € Hy(V), we let

b _ f(v)fb(u) ifveV, bb o f(?))fbb(u) ifveV,
flow) = {vfb(u) ifvg V. S ou) = {vf"b(u) ifoeg V.
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Ranked alphabets Y alphabet, K € N
SYM(X) = {0 | s € ¥}
TOP(X) = {oW |0 € 2}

CONg = {(con®)®) |0 <k < K,k #1}
SUBg = {(sub®)*+D) | 1 <k < K}

Operations o <€ X, k€N, D set

sym,: (BUX)*) = (XU X)*, ()—o
top, : (HEU)((Y))l — ngx(Y), (Ul) — a(ul)
cong.p: (D*)k — D*, (Wi, ..., wg) =wy - wg
pip: (Hsux(Y))” = Hyux (Y), 0 = vk
subg: (

Table 4.3: Ranked alphabets and operations for our algebras.

For every o(uj)us € Hx(V), we let

F(0) £ (u2) ifo eV,

b olulju =
flotu ) {U(fb(ul))fb(uz) -

If V' = {v1,..., v}, then we also denote f°(u) by u[vy/f(v1)]-- - [v;/f(v;)]. We let

Pttt — L@ o/ P @) @) i eV
a(fP(t1), .oy () 7 (u) ifog V'
If V' = {v1,..., v}, then we also denote f*(t) by t(v1/f(v1)) - - - (v /f(v1)).
Now we proceed to discuss the three algebras promised above. We define these
algebras based on the alphabets and the operations shown in Tab. 4.3; the algebras
themselves are given in Tab. 4.4.

String algebra Roughly speaking, the string algebra is defined like the algebra .4
in Ex. 4.2.2. In addition to the alphabet 3, we have another parameter K € N that
restricts the number of con-symbols.
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4 Generic binarization of weighted grammars

hedge algebra

string algebra hedge algebra with substitution
over X and K over 2 and K over X and K
sub!
o
‘ g [0
example term con2 con? | ) | . o
and M e a VANEYAS eont con® s/
. a b
denoted object ‘ | T B
con’ con’ |
con’
signature SYM(X) U CONg TOP(X) U CONg TOP(X) UCONg Ul USUBgk
domain (Z U X)* ngX(Y) HEU)((Y)
realization o sym, o — top, o+ top,
mapping con® — cong sux con® — congry (v) con® = cong 7y (v)
T — Pl

sub® — suby,

Table 4.4: Algebras for strings and hedges, given an alphabet > and a maximum arity K € N.
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4.6 Application to established formalisms

We use the following b-rule b (cf. Ex. 4.5.1): it maps each o € ¥ to {o}, and it maps
con’ to {con®}. Each symbol con”, k > 2, is mapped to the language recognized by
the following FTA with states of the form [7, j'] (where 0 < j < 5/ < k) and root state
[0, J:

(g, 25,15 — 1,4]) 1<j<k)
(35" 13", 3" con®, [, 4']) - 0<j<j’ <j <k

Hedge algebra This algebra incorporates two main ideas:

1. We can construct a tree o (1, ..., tx) in two steps: first, we construct the hedge
ty - - - tg, of children, and second, we “put” a node labeled o “on top”.

2. We can identify any tree ¢ with the hedge (¢) of length 1.

Correspondingly, the domain is the set Hyx (Y") of hedges, and we have two kinds of
operations: (i) for every o € X, we can put o on top of a hedge, yielding a hedge of
length 1; and (ii) we can concatenate k hedges, as in the string algebra.

We use the following b-rule b: it maps con” to {con"} and each unary symbol o to
{o(x1)}. Each symbol con®, k > 2, is treated as in the string case.

Hedge algebra with substitution We can supplement the hedge algebra with a
substitution operation; this way we can describe formalisms like WSCFTGs. As an
example for substitution, we consider the term function f of sub'(zo, S(z1)). For
every t; € Ty and to € Cx(Y7), we have that f(t1,t2) = t(zo2/t2)(x1/t1), where
t = x9(S(x1)). A similar algebra with substitution has been described in [113, 127];
the basic idea goes back to the derived alphabets of [67].

We use the following b-rule b: it maps con® to {con"} and each unary symbol o to
{o(z1)}. Each symbol con®, k > 2, is treated as in the string case. Furthermore, it
maps 7y, k > 1, to {m}, sub’ to {sub!(z1, z2)}, and sub®, k > 1, to 0.

In the following, when we use a string algebra (or hedge algebra, or hedge algebra
with substitution), say, A1, we will silently assume that A is its signature and b is the
corresponding b-rule.

4.6.3 Synchronous context-free grammars

Let X be an alphabet and K € N. We will define the formalism SCFG(X, K'), which,
informally speaking, represents SCFGs over Y whose rules contain strings of length at
most K. To this end, let A be the string algebra over X and K.
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4 Generic binarization of weighted grammars

We let SCFG(3, K) = (C, (A, A), ), where we define C and ¢ as follows. We
let C be the set of all IRTGs B over (A, A) and Real such that, if B = (T, M, h),
then |h;(a)(z1,...,2;)| < K forevery i € {1,2},1 € N, and a € T}, Now we
define p: C — C. To thisend, let B € C and B = (I, M, h). We construct p(B) =
(T, M, ') where, for every I € Nand a € T'W, hl(a) = f(hi(a)*(x1,...,x;)), and
f: (BUX)* — Ta(X) is defined by

{conk(ol, o) ifk#1,

f(O’l,...,O'k): .

o1 otherwise.

It is easy to see that ¢ is idempotent, and that it preserves rank and variable trees (and,
a fortiori, rule-by-rule (non)binarizability).

It remains to show that ¢ preserves meaning. To this end, let i € {1,2},1 € N, and
g: X; — ¥*. Recall that g* is the homomorphic extension of g to .A. For this proof,
we extend g* to Ta,(X;)* by letting g*((t1,...,t1)) = g*(t1) - g*(tx). A simple
proof by induction on m yields that g*(t) = g*(t(z1,. .., x;)) for every m € N and
t € Ta,(X;) with |pos(t)] < m. From this, we conclude that t4 = f;(¢)*, which
implies h;(a)* = h’(a)* for every a € T'. Now one can employ Cor. 4.2.7 in another
simple proof by induction to show that h;(£)* = h/(£)4 for every & € Tr. From this,
we conclude that [G] = [¢(G)].

The formalism SCFG(X, K) is trivially admissible, because the b-rule for the string
algebra does not introduce con”* with k& > K. It is also complete. We note that our for-
malism would not be complete if ¢ did not collapse occurrences of con”. For instance,
the term con?(con?(z1, x2), 23) is equivalent to itself and to con?(z1, con?(xa, 23)),
but the b-rules only cover the former. Thus they miss one variable tree. For the col-
lapsed version con3(ac1, x2,x3), however, the b-rules cover both variable trees.

The binarization mapping bin¢ coincides with that of [97]: any rule can be binarized
in both frameworks or neither. For instance, for the SCFG rule

A— a(B,C,D,E), a = (X1 T2 T3 Tq, T T4 T1 T3),

the sets v(b(hi(a))) and v(b(ha())) are disjoint; thus, no binarization exists.

4.6.4 Tree-to-string and hedge-to-string transducers

Some approaches to SMT go beyond string-to-string translation models such as SCFG
by exploiting known syntactic structures in the source or target language. This perspec-
tive on translation naturally leads to the use of yXTTs [181, 79, 95, 90].
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NP 2x9:J] z3:NN
| \ — das x9 x3 der x1
DT z1:NNP POS

the ’S

Figure 4.8: A yXTT rule in the notation of [79].

(NNP JJ NN, «, NP)

NP
|
con?
PO N
NP z2 3 5
\3 hy ho con
con” o // | \
DT i POS das” T2 ®3 der 71
| |
tl‘le ’§
con” con'

Figure 4.9: An IRTG rule encoding the rule in Fig. 4.8.

(NNP A’, o/, NP)
(JINN, o, A')

NP
|
con?
/ AN
9 2
NP con
con? W, RN
DT/ S, «—ad > con? con?
| GO / \ / N\
the 21 POS das T2 der 1
| |
con” ’§
con®
con? ‘ ) con?
/N —ad—= /N
Iy T2 Ty 2

Figure 4.10: Binarization of the rule in Fig. 4.9.
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N

NP
AN — das z9 3 der z1
DT =z1:NNP POS x2:J] z3:NN
| |

the ’S

Figure 4.11: yXTT rule, slightly adapted to enable binarization.

Example 4.6.1 Figure 4.8 shows an example of a yXTT rule in the notation of [79].
This rule might be used to translate “the Commission’s strategic plan” into “das lang-
fristige Programm der Kommission”. By employing both the hedge and the string alge-
bra, we can represent this rule in an IRTG B, as indicated in Fig. 4.9. We may replace
this suprabinary rule by the two binary rules shown in Fig. 4.10 without affecting the
meaning, obtaining the IRTG B’.

However, the binary rules lack a counterpart in the original notation of yXTT, be-
cause 7 () does not denote a sequence of length 1. Assume that we have a formalism
(C, A, ) and b-rules by, by such that B' = bin, p,)(2(B)). Now either B’ € C;
then it is unclear what yXTT it corresponds to. Or B’ ¢ C; then our formalism is not
admissible.

It is not just a coincidence that finding an admissible formalism for yXTT seems
hard. After all, since each child of the root node in Fig. 4.8 contains a variable that may
be replaced with unbounded material, we just cannot factor the rule and at the same
time stay within yXTT. If we are willing to accept a change of meaning, then we could
instead factor the rule in Fig. 4.11. O

Example 4.6.1 illustrates that finding an admissible formalism for yXTTs is not
straightforward. In fact, the author is not aware of an admissible combination of a
formalism and b-rules for yXTTs; and, contrary to its appearance, the article [29] cer-
tainly does not provide such an admissible combination.

Instead of yXTTs, we therefore consider hedge-to-string transducers (yXHTs), an
ad-hoc straightforward generalization of yXTTs (not to be confused with the hedge-
to-string transducers of [34]). On the one hand, this course of action seems logical;
for if we identify a hedge of length 1 with its only tree, then every yXTT is also a
yXHT, and its “yXTT meaning” coincides with its “yXHT meaning”. On the other
hand, we should be aware that existing infrastructure needs to be adapted in order to
accommodate yXHTs, e.g., when it comes to computing the input product.

Let X be an alphabet and K € N. We will define the formalism yXHT (X, K),
which, informally speaking, represents hedge-to-string transducers over . To this
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end, let .A; be the hedge algebra over X and K, and let .45 be the string algebra over
Y and K. We let yXHT(X, K) = (C, (A1, A2), ) as follows. We let C be the set of
all IRTGs B over (A1, Ag) and Real such that, if B = (I", M, h), then, for every [ € N
and o € T,

o max{rk;(w) | w € pos(t)} < K, where t = hy (o) (21, ...,2;), and
[] ‘hg(Oz)A2($1, PN ,JIZ)‘ < K.

Now we define ¢: C — C. To this end, let B € C and B = (I, M, h). We construct
o(B) = (I', M, '), where h), is defined as in the SCFG case and, for every [ € N and
a € TO, R (a) = f(hi(a)™ (21,...,27)), where f: Hs,ux(Y) — Ta,(X) inserts
con® appropriately, i.e., we let

Ftr,osty) = con®(f(t1), .., f(th)) (k # 1)
flzj) = x5,
fla(t)) =a(f(t)),
F(oltr,- . te)) = olcon*(F(t1), ..., f(t)) - (k#1)
We omit the proof that ¢ is idempotent and preserves rank, meaning, and rule-by-rule

(non)binarizability.

The formalism yXHT (X, K) is trivially admissible, for the same reason as in the
SCFG case. It is also complete. The binarization mapping bin¢ acts as in Ex. 4.6.1.

The author has implemented Alg. 4.2 and the b-rules b; and by. In order to test
the implementation, he extracted a yXHT from about a million parallel sentences of
English-German Europarl data [109], using the GHKM rule extractor [78]. Then he
applied the binarization algorithm to the yXHT. The results are shown in Fig. 4.12: of
the 2.15 million rules in the extracted transducer, 460,000 were suprabinary, and 67 %
of these had a binarization. Binarization took 4.4 minutes on a single core of an Intel
Core 15 2520M processor.

4.6.5 Weighted synchronous context-free hedge grammars

Ideally we would like to embed the class of all WSCFTGs into IRTGs and use the
resulting formalism for binarization. However, as in the case of yXTT, and for the
same reasons, the author is not aware of an admissible combination of a formalism
and b-rules. We follow the same course of action as before: instead of WSCFTGs,
we consider an ad-hoc generalization that we call weighted synchronous context-free
hedge grammars (WSCFHGs). We note that “WSCFHG” is not to be confused with the
context-free hypergraph grammar (CFHG) of [64].
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24 R

22 ¢ ] rank
2 zzza 8-10
& zr 1 = 67
= 18 L | —/5
g : vza 4
=
= 14t 1 -(1)

: -

12 B

ext bin

Figure 4.12: Rules of a yXTT extracted from Europarl (ext) vs. its binarization (bin).

Let X be an alphabet, K € N, and S a complete commutative semiring. We define the
formalism CFHG(X, K, S), which, informally speaking, represents WSCFHGs over
37 and S. This definition is the spirit of [30, Def. 5, Def. 7], which is in turn inspired by
[49, Prop. 4.10] and [69, Lm. 5.8]. Let A be the hedge algebra with substitution over
¥ and K. Moreover, let m,rq,...,7 € N. Then Ta(m,r1,...,r;) denotes the set of
all t € Ta(X;) such that

e tis linear and nondeleting in IT,,,
e for every w € pos(t) and j € N, if t(w) = 7, then j < m,

e for every w € pos(t) and k € N, if t(w) = sub®, then thereisa . € {1,...,1}
with t(wl) =z, and k = r,,

e forevery j € {1,...,1},if r; # 0, then there is a w € pos(t) with t(w) = sub’’
and t(wl) = z;.

In addition, we define the mapping f': Ta(m,r1,...,7) — Hyyux(Y) by letting

f,(t) = tA(:El(yl’ v 7y7“1)7 s vl'l(yh s 7y7“l)) .

Example 4.6.2 Figure 4.13 illustrates f’. O

We let CFHG(3, K,S) = (C, (A, A),p) as follows. We let C be the set of all
IRTGs B over (A, A) and S such that if B = (I', M, h) and M = (Q, R, u,v), then
there is a mapping rk: ¢ — N such that v, # 0 implies rk(g) = 0, and, for every
(g1 - q,,q) € Randi € {1, 2},
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S
subt con? S
T2 S xﬁ a/ subl\d a/x \d
| | / \ | 1
con? — S con® 1 S con® |
</:E1\> </ac \> con’ /S\
I 0 I 0 1 RN
con con b m ¢ b y1 ¢
conV conV

Figure 4.13: Illustration of f’.

o hi(a) € Ta(rk(q),rk(q1), ... ,rk(g)) and
e max{rk;(w) | w € pos(t),t(w) € £} < K where t = f'(h;(«)).

Now we define ¢: C — C. To this end, let B € C and B = (I', M, h). We construct
©(B) = (I, M, '), where, forevery | € N, v € 'V, and i € {1,2},

hi(e) = f(f'(hi(a)))

and f: Hy,x(Y) — Ta(X) inserts con® and sub® appropriately, i.e., we let

f(tr, .o tk) = con®(f(t1), ..., f(tr)) , (k # 1)
fz;) =5,

f@j(ty, .. te)) = sub®(zy, f(t), ., f(t) (k #0)

flo(ty,... tk) = o(f(t1)) , (k=1)

flo(ty,... tr)) = a(con®(f(t),..., f(tx))) . (k # 1)

We omit the proof that ¢ is idempotent and preserves rank, meaning, and rule-by-rule
(non)binarizability.

Example 4.6.3 By reversing the arrows in Fig. 4.13, we obtain an illustration of f. In
fact, f’(f(u)) = u, and one might say that f(u) is a particularly designated element of

S (). O

The formalism CFHG(X, K, S) is trivially admissible, for the same reason as in the
SCFG and yXHT cases. It is not complete; for instance, the term

sub?(x1, o(con?), o(con))
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is mapped to the empty set by our b-rule, although the term itself has a binary variable
tree, namely x1. However, we can define a restricted variant of CFHG (X, K, §) where
the use of sub® and 7, with k& > 1 is banned; this variant might be called “synchronous
hedge-adjoining grammar”. With the restricted variant, we have both admissibility and
completeness.

We indicate that we can embed the WSCFTGs of Ch. 3 into CFHG(X, K, S). To
this end, let M = (Q, R, u,v) be a WSCFTG over ¥ and S such that for every
(g1 @, (C1¢2),q) € Rand i € {1,2}, we have that

o max{rke, (w) | w € pos((;), Gi(w) € £} < K.
We construct the IRTG B = (I', M, h) over A and S where
o I'={Y"|3q,.... a0 €Q: (a1~ ar,7,9) € R},

o hi((C1¢2)) = f(G)-

Then B € CFHG(X, K, S). We omit the proof that [ B] = [M].

Conversely, under suitable conditions, we can convert back from CFHG(X, K, S)
into WSCFTG. To this end, we employ the normal form via ¢ as well as the normal
form via v established below Ex. 4.2.3. Let B € ¢(p(C)), B = (I', M, h), and
M = (Q, R, u,v). Then we construct the quadruple G = (Q, R', i1/, v) with

e R={(q1a.{f'(m)f'(2).a) | (@1---@,7,q) € R} and

o (qr--aqi, (f' () f (02)) @) = mlar -~ @, v, 9)-

Note that 1 is well defined because the mapping with v — (f/(~1) f'(72)) is injective.
Let f'(+;) be ahedge of length 1 forevery v € I"and i € {1,2}. Then G is a WSCFTG.
We omit the proof that [B] = [G].

Example 4.6.4 Recall the WSCFTG of Ex. 3.3.1. The application of f’ in Fig. 4.13
yields the input trees of the rules p; and ps. O

4.7 Conclusion, discussion, and outlook

We have developed a template that gives rise to a class of efficiently computable bi-
narization mappings for IRTGs, given b-rules. If the b-rules are complete in a sense,
then these mappings are rule-by-rule complete, which is on par with the state of the
art. We have shown how to apply this technology for deriving rule-by-rule complete
binarization mappings for established formalisms, such as SCFGs. In the process, we
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discovered that yXHT and WSCFHGs are better suited for binarization than the con-
ventional formalisms yXTT and WSCFTG, respectively.

As mentioned in the introduction, binarization is used to speed up operations that
occur in a typical decoder. Unfortunately, the binarization domain of a rule-by-rule
complete binarization mapping need not contain every grammatr, in particular for n >
2. According to [54], there is an alternative way of improving the runtime of such a
decoder that only requires binarization for the case n = 1, however at the price that the
result is approximate.

As mentioned at the very top, this chapter is a greatly expanded version of [29]. The
author would like to point out a mistake in said publication: it claims that it provides
a binarization mapping for yXTTs, which is untrue; just like this chapter, it provides a
binarization mapping for yXHTs.

In [113], the authors provide an algebra for representing STAGs as IRTGs. In con-
trast to our hedge algebra with substitution, that algebra is more akin to the X-term
algebra, i.e., its domain only covers ranked trees, and it does not provide a string con-
catenation operation. Consequently, the IRT'Gs using this algebra are indeed close to
STAGs, as opposed to the IRTGs using our algebra, which we therefore call weighted
synchronous context-free hedge grammars. We stress that this deviation is on purpose,
for WSCFHGs are better suited for binarization than WSCFTGs, as illustrated already
for yXTTs in Ex. 4.6.1.

There are at least six items for further research, which we discuss in the following.

First, one might investigate input and output products for the formalisms yXHT and
WSCFHG. To this end, one could start off with existing work for unweighted IRTGs
[112, 113] and “add weights”, or one could start off with existing work for yXTTs or
WSCFTGs (e.g., from Ch. 3) and “add hedges”.

Second, it would be interesting how to select a binarization mapping for “space-
optimal” binarization. To elucidate this problem, we recall the CFG example from
Sec. 4.1, where we replaced

A — BCDE by A—[BC|D|E, [[BC|D|— [BC|D, [BC|— BC.
If the next replacement was to be
D — EBCD by D — E[BC|D],

then we could reuse the nonterminal [[BC]D] as well as the corresponding rule. If,
however, we encounter the rule

E— ECDB,
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then we cannot reuse any nonterminal. Then our first replacement had better been
A— BCDE by A— [B[CD]|E, [B[CD]— B[CD], [CD]—CD,

so that [C'D] could be reused. It has been suggested that keeping the number of nonter-
minals of the binarized grammar low also reduces parsing time [174].

In our template, reuse of nonterminals, or rather states, happens automatically due to
the way we construct the binarization B(p,t) of a rule p from a binarization hedge t.
The interesting question is whether we replace A — BC DFE in the former or the latter
way, and this is controlled by the selection of the variable tree in Line 5 of Alg. 4.2. It
has been stated that finding a space-optimal grammar is impractical, because it cannot
be done rule by rule [97, p. 568]. Therefore, it would be interesting to investigate (and
evaluate empirically) criteria that can be satisfied more easily, e.g., using a heuristic.

The third item is concerned with a formalism that is close to WSCFHGs, but bet-
ter suited for binarization. Instead of the operation sub” that replaces the variables
Y1,- ..,y all at once, one could use the operation suby:, Y/ C Y, that replaces
exactly the variables in Y (it is a small technicality to specify which argument corre-
sponds to which variable). Then the operations sub® and suby, coincide, but, contrary
to the former, the latter kind of operation can be easily decomposed, e.g.,

suby, (t,t1,t2) = subgy,y(subgy, ) (t,t1), t2)

for every t¢,t1,ta € Hyyx(Y'). This kind of decomposition can be captured on the
syntactic level (where suby- is represented by the symbol suby~) by a b-rule. Based on
this new kind of substitution operation, we can define a formalism close to WSCFHG.
Figure 4.14 shows what a rule of this formalism might look like, as well as a bina-
rization of this rule. This example shows that a ranked alphabet is no longer sufficient
to type the states; roughly speaking, a tree pair (¢1,t2) described by ¢’ now contains
exactly the variable s in £; and the variable y; in ¢5. It is this heterogeneity that makes
the new formalism binarization-friendly.

Fourth, one might investigate whether it is worthwhile to introduce a type system for
IRTGs. For instance, we might consider a sequence 1" = (71, ...,T,) where T; is a
(bottom-up deterministically) recognizable tree language over 4;, whose elements we
might call correctly-typed terms. Then an IRTG (I', M, h) over T' and S is an IRTG
over A and S such that h;(L(M)) C T;. This property is decidable, because linear tree
homomorphisms preserve recognizability [80, Prop. 7.8] and inclusion of recognizable
tree languages is decidable [80, Prop. 5.3, Prop. 7.1].

For instance, let us consider the hedge algebra with substitution over 3 and K. Each
element u of Hyx (Y ) can be categorized as follows:
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(Q1Q2Q3, «, Q)

h h
suby, (71, T2, 23) ¢ a —= suby, (1, T3, T2)

(a3, q) s (g2, 0", ¢)

subyy,y (71, 72) PPN CN subygy (71, 72)

Sub{yl}(:cl, 3) <h_1‘ o '& sub{yz}(xbx?)

Figure 4.14: A rule and its binarization in a binarization-friendly WSCFHG variant.

(q,0,q) ifoed,
(& e, {yk})
(q1 -+~ qu, con®  q) it 4) P(q1,- -, a1:9),9 = U; 45
or (i) ~P(q1, ..., qk.q),¢ =L
(Y'q1 -+ qg,suby, q) if (i) or (ii) as above ,

where P(q1,...,qk,q) iff q1,...,qx, ¢ C Yk and ¢j N gjr # 0 implies j = j'.

Figure 4.15: Transitions of the FTA for correctly-typed terms.

e cither there is a Y/ C Y such that u € Hyyx(Y') and y occurs exactly once
in u forevery y € Y’;

e or we have no use for u.

Correspondingly, we define the bu-det FTA G = (Q, R, 0) with Q@ = {L} UP(Yk)
and R in Fig. 4.15. Now we may define the formalism CFHG(X, K, S), or the variant
mentioned in the third item, in terms of IRTGs over (L(G), L(G)) and S, and then we
can dispense with the mapping rk: ¢ — N that we currently use.

We note that a more restricted alternative to this kind of type system would be many-
sorted algebras. In that setting, the FTA for the set 7} has exactly one transition for
each operation symbol; such an FTA is called a (many-sorted) signature, and its states
are called sorts. We can adapt above FTA G to this setting by enriching the operation
symbols; e.g., we replace the transition

(Y'qy -+ - qg,subyr, q) by Y'qr - q, suby’ g..qu+ ) -

Fifth, it is an interesting question how the binarization framework established in this
chapter can be generalized. For instance, one might “k-arize”, i.e., reduce the rank of
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4 Generic binarization of weighted grammars

a grammar to a fixed k or even some “best possible” value that can be achieved using a
rule-by-rule technique. In our terminology, the latter problem consists in constructing a
mapping from IRTGs into IRTGs that replaces each rule by an equivalent collection of
rules of minimal rank. Naturally, there is no reason for such a mapping to be partial, as
opposed to a binarization mapping. In the case of STAGs, this problem has been dealt
with [147].

Another interesting generalization would be to reduce parsing complexity instead of
rank. Recall from the introduction that the rank of a grammar occurs as an exponent
in the parsing complexity. We note that other factors can be crucial as well. For in-
stance, for LCFRSs and WSCFTGs, the maximum rank of any state (called “fanout”
for LCFRS) also plays a key role in said complexity, and reducing the rank alone need
not be optimal. The topics of reducing (a) fanout and (b) parsing complexity of LCFRSs
have been addressed in [88] and [83], respectively.

Finally, one might investigate IRTGs with deleting homomorphisms.
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5 Determinizing weighted tree
automata using factorizations

This chapter is an extensively revised version of [31] and [27].

5.1 Introduction

The determinization problem for WTA over ¥ and S consists in, given a WTA M,
finding a WTA M’ that is bu-det and equivalent to M. Before we elaborate on what is
known about this problem, let us consider the advantages and disadvantages of WTA
that are bu-det, as opposed to WTA that are not bu-det. In other words, let us consider
what we can expect from determinization.

We begin with the advantages. First, bu-det WTA are unambiguous (Obs. 2.4.3).
Consequently, the n best complete runs of a bu-det WTA correspond to the n best
trees. As argued in Sec. 1.5.3, this paves the way for syntax-based decoders that aim
at the best translation rather than some translation with the best run. Second, effi-
cient minimization of WTA either requires that the WTA be bu-det or that the semiring
be a field [126]. Third, bu-det WTA and their meaning can be implemented using
space-efficient data structures, because the weight vector [t] of a tree ¢ has at most one
nonzero component (Obs. 2.4.3).

As for the disadvantages, we observe that WTA generalize weighted finite-state
(string) automata (WSA), which in turn generalize finite-state automata (FSA). It is
well known that deterministic FSA are as powerful as general FSA, but nondetermin-
istic FSA are exponentially more succinct than deterministic ones. More formally, for
each n there is an FSA with n states whose minimal equivalent deterministic FSA has
2™ states [182, p. 102]. In the weighted case, it is known that there are WSA for which
an equivalent deterministic WSA does not even exist [22, Sec. 1]. Naturally, we cannot
expect the situation to be any better for WTA than for FSA or WSA.

The determinization problem can, therefore, only be solved partially, i.e., for sub-
classes of WTA. Table 5.1 shows known results in this respect. Given a WSA/WTA
M, each of the underlying constructions defines an object M’ that differs from a
WSA/WTA in one respect only: the set of states and the set of transitions can be infi-
nite. If, however, these sets are finite, then M’ is indeed a solution to the problem, i.e.,
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5 Determinizing weighted tree automata using factorizations

publication = device restriction semiring restriction remarks
[158] FSA - Boolean
[80, Sec. 5] FTA - Boolean
[138,22,139] WSA twins property tropical
[18] WTA - locally finite semifield
[15] WTA - locally finite
[105] WSA  twins property commutative, extremal )
[134] WTA  acyclic nonnegative reals 2)
(this chapter) WTA  acyclic commutative
(this chapter) WTA - locally finite
(this chapter) WTA  twins property commutative, extremal )
legend: (1) requires a maximal factorization from the user

(2) lacks formal proof

Table 5.1: Results concerning determinization of WTA subclasses.

it is a deterministic WSA/bu-det WTA equivalent to M. The requirements mentioned
in the table ensure that this is the case, i.e., that M’ is a solution.

As is the case for FSA, determinization of FTA is accomplished using the pow-
erset construction. Determinization of WTA was first described by Borchardt and
Vogler [18]. They used a Myhill-Nerode approach, which is restricted to semifields,
and they showed that their construction yields a WTA if the semifield is locally fi-
nite. Borchardt [15] extended this result to locally finite semirings by generalizing the
powerset construction. In his method, the states of M’ simulate the Y-algebra M as-
sociated with M. If the semiring is not locally finite, this may yield an infinite set
of states. Let us exemplify this method using the WTA M of Ex. 2.4.2. For this, let
T = {t, | n € N}. The new set @)’ of states is obtained as follows:

Q' =[Ix] = [T\ T] U [T]

:{<8>}u{<(f2> , (091> , (0.%5) | (0_825> Yy

Part of the “infinite WTA” resulting from the construction is shown in Fig. 5.1. Notice
how this “WTA” mimics the calculation in M using its states.

Borchardt’s method has one obvious drawback: it does not use the full capacity of
WTA, because the transition weights are “crisp”, i.e., either O or 1. Another gener-
alization of the powerset construction to the weighted case goes further by using the
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5.1 Introduction

Figure 5.2: Bu-det WTA obtained via factorization.

concept of a factorization. In order to elucidate this approach, let us consider an exam-
ple in the realm of WTA (anticipating this chapter’s results). Roughly speaking, instead
of moving the complete computation of weights from M into the new states, we factor
the elements of S¥ so that the transition mapping in the new automaton is equipped
with the factor common to all components. When we apply this method to the WTA of
Ex. 2.4.2, we obtain the bu-det WTA of Fig. 5.2.

The first method to use the factorization approach, albeit implicitly, was the one by
Mohri for WSA over the tropical semiring [138]. Later, Kirsten and Méurer [105] made
the notion of a factorization explicit. This way, they were able to generalize Mohri’s
method to commutative semirings where a + b € {a, b} holds; this property is called
extremal [124]. The factorization is a user-supplied parameter that depends on the
semiring. For zero-sum free semifields, a suitable factorization is readily available.

Both Mohri’s and Kirsten and Méurer’s method yields a WSA if M has a certain
property that is called twins property [44]. The question whether the twins property
is decidable has remained open for a long time. Decision procedures existed for sub-
classes of WSA, namely for trim, unambiguous WSA over the tropical semiring [138,
Thm. 13] and for trim, cycle-unambiguous WSA over commutative, cancellative semi-
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5 Determinizing weighted tree automata using factorizations

rings [5]. Only recently, Kirsten [104] provided a decision procedure for general WSA
over the tropical semiring. He also showed that the decision problem is PSPACE-
complete.

May and Knight [134] transferred Mohri’s method to acyclic WTA over the semiring
of nonnegative reals, and they provided empirical evidence that their algorithm was
effective in machine translation and parsing systems, but they did not provide a formal
proof of correctness.

In this chapter, we use the factorization approach of [138, 105] to develop a deter-
minization construction for WTA that subsumes the above results; cf. Tab. 5.1. More-
over, we transfer the aforementioned decision results regarding the twins property from
WSA to WTA,; in particular, we show that the twins property is decidable (i) for cycle-
unambiguous WTA over commutative, zero-sum-free, zero-divisor-free semirings (gen-
eralizing [5]) and (ii) for WTA over extremal semifields (generalizing [104]).

We proceed in the following four steps. First, we formalize and investigate the
necessary notions, such as factorizations, extremal semirings, and the twins property
(Sec. 5.2). Second, we develop our determinization construction for the case of classi-
cal WTA and prove its correctness (Sec. 5.3). Third, we develop our decision results,
again for classical WTA (Sec. 5.4). Finally, we transfer the results from classical WTA
to arbitrary (i.e., not necessarily classical) WTA (Sec. 5.5).

We end this chapter with a conclusion, discussion, and outlook (Sec. 5.6).

5.2 Preliminary notions and results

Let ¥ be an alphabet, S = (S,+,+,0,1) a semiring, and M = (Q, R, u,v) a WTA
over ¥ and S. Recall from Sec. 2.3.2 that S is a semiring and that 0 is the vector that
consists of 0’s only.

5.2.1 Factorizations

We adopt the notion of a factorization from [105]. Let () be a nonempty finite set. A
pair (f, g) is a factorization (of dimension Q) if

o f: 89\ {0} — S¢,
e g: S?\ {0} — S, and
e u=g(u)- f(u) forevery u € S9\ {0}.

A factorization (f, g) is called maximal if for every u € S and s € S, we have that
s-u # 0 implies f(u) = f(s-wu). Note that even if f(0) were defined, the case
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5.2 Preliminary notions and results

s -u = 0 would still have to be excluded here, because otherwise we would obtain
that f(u) = f(0-u) = f(0) for every u € S®. The trivial factorization is the
factorization (f, g) with f(u) = w and g(u) = 1. We will abbreviate f([t]) and g([t])
by f[t] and g[t], respectively.

Lemma 5.2.1 For everyu € S9\ {0}, we have that f(u) # 0 and g(u) # 0.

PROOF. By contradiction. Let f(u) = 0 or g(u) = 0. Then u = f(u) - g(u) = 0,
which contradicts the assumption that v # 0. n

The following lemma shows a maximal factorization in the case that S is a semifield
and that there is a certain binary operation +’ on S. In particular, the lemma applies
when S is zero-sum free and +' = +.

Lemma 5.2.2 Let S be a semifield, ¢ € S\ {0}, +' an associative, commutative binary
operation on S such that (i) s - (s1 +' s2) = s-s1+' s+ s9 and (ii) s1 +' so = 0 implies
s1 = 0 and sy = 0; and let (f, g) be the factorization with g(u) = c - Z;eQ ug and
f(u) = gu)™ - u, where ' is computed with respect to +'. Then (f, g) is maximal.

PROOF. First, we show that (f, g) is a factorization. Let u € S? \ {0}. Since S is a
semifield and +’ is “zero-sum free”, we obtain that g(u) # 0 and, hence, g(u) - f(u) =
g(u)-g(u) "t -u = u. Second, we show that (f, g) is maximal. Let s € S with s-u # 0,
and let ¢ € ). Then

[f(s-w)],=[9(s )™ -s-u] = (- Cieqs-ug) -5 ug

—1 —1
:(c-s-zg,eQuq/) -s-uq:(s'c-Z;,EQuq/) S Ug

= (¢ Yyeqty) 5" s ug=g(u)" ug=[f(w)], . n

Example 5.2.3 First, we consider four instances of Lm. 5.2.2 where +' = +. The
factorization ( f, g) is maximal if

1. S is the semiring (R=°, +,-,0, 1) of nonnegative reals, g(u) = > qeq Uqs and
Flu) = 5w

2. Sis the semiring (R=?, max, -,0,1), g(u) = Y, o ug, and f(u) = ﬁ - u;

3. S is the Viterbi semiring ([0, 1], max, -,0,1), g(u) = max{u, | ¢ € Q}, and
Flu) = 5w
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5 Determinizing weighted tree automata using factorizations

4. § is the tropical semiring (R2?, min, +, o0, 0), g(u) = min{y, | ¢ € Q}, and
f(u) = —g(u) +u.

The settings in [134] and [138] correspond to Cases 1 and 4, respectively. Their con-
structions implicitly employ the corresponding maximal factorization given here.
Second, we consider an instance of the lemma where +' # +, namely when S is the
field (R, +, -, 0, 1) of real numbers and +' = max. We note that S itself, being a field,
is not zero-sum free. In addition, we note that the neutral element of max, which is not
a real number, does not play a role in this scenario because, as () is nonempty, we never
compute the maximum of the empty set. O

The following lemma shows that (apart from the case that || < 1) maximal factor-
izations only exist for zero-divisor-free semirings.

Lemma 5.2.4 Let S be commutative and ( f, g) a maximal factorization. Then |Q| < 1
or S is zero-divisor free.

PROOF. By contradiction. Assume that |Q)| > 1 and S has zero divisors, i.e., 1, 82 €
S\ {0} such that s1 - s = 0. We choose a pair g1, g2 € @ with ¢; # go2. This is possible
because |Q)| > 1. We define the vectors ui, us € S @ such that the g;-component of u;
is 1 while the other components are 0. Since (f, ¢g) is maximal and s; - s, = 0, we have
that

flur) = f(s1-u1) = f(s1-ur + (s1-82) -uz) = f(s1- (w1 + 52 u2))
= f(u1 + s2 - u2) .

Thus, and since (f,g) is a factorization, we obtain the following equations (where
u=u + S2 - u2)

g(wr) - f(u)g = [ur]q, =1 D
g(ur) - f(ur)g, = [ur]g, =0 (ID)
g(u) - f(ur)g = [ulg =1 (I1I)
g(u) - f(ur)g = [ulg, = s2 av)

By (II), IV), and sy # 0, we derive that g(u;) # g(u). By (I) and (III), and using
commutativity, we derive

g(ur) = g(ur) - (f(u1)g - 9(u)) = (g(u1) - fur)g,) - g(u) = g(u) .

Thus, we have a contradiction, proving that || > 1 or § zero-divisor free. n
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Let || > 1. Then Lm. 5.2.4 yields that commutative semirings with zero divisors do
not admit maximal factorizations, e.g., Semiring 8 of Ex. 2.3.5. The following example
shows that even zero-divisor-free semirings can defy a maximal factorization.

Example 5.2.5 ([105, Sec. 3.5]) Let S’ be the set of all natural numbers that can be
factored into an even number of primes, e.g., 4 = 2 -2 and 126 = 2 -3 - 3 - 7 belong
to S/, but 2 and 18 =2 -3 -3 donot. Let S = S’ U {1, 00}. Then (S, min, -, 00, 1) is a
semiring, where min is defined by the usual ordering of natural numbers, - is the usual
multiplication of natural numbers, and co denotes a new maximal element.

Consider the following chain of equations with vectors v and w1, ug, us:

(32..53'.75..170 _3.5). (72'.171> _ (5.7 <32..131> _(3.7)- <52'.151> '

Clearly, the vectors u; up to u3 can not be factored any further in S. Hence g(u;) = 1
and f(u;) = u; for every factorization (f, g). Now let (f, g) be a maximal factorization.
We apply f to the above equation, obtaining

fu) = fur) = fluz) = flus) .

Since f(u;) = u;, we obtain u; = ugy = ug, which is obviously a contradiction. Hence,
there is no maximal factorization. 0

We will frequently use the following observation, which can be shown by elementary
calculations.

Observation 5.2.6 Let k € N, 0 € ¥, uy,...,u; € S9 and s1,...,s, € S. If
S1y...,8; € {0,1} or S is commutative, we have that [o(s1 - u1,..., Sk - ux)] =
sy [o(ur, .o up)]

We will use the following two lemmas.

Lemma 5.2.7 Let (f,g) and ( 1, §) be factorizations, (f, g) maximal, and let u € S®\
{0}. Then f(f(u)) = f(u). In particular, f(f(u)) = f(u).

PROOF. We apply that (f, g) is maximal and that (f, §) is a factorization:

F(Fw) = f(Glu) - f(w) = f(u). n
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Lemma 5.2.8 Let S be commutative and (f,g) maximal. Furthermore, let k € N,
o €Y u,...,up €S9 and ul, ... u) € S such that v, € {u;, f(u;)}. Then

[o(ui,...,ux)] #0 = [o(ul,...,u})] #0,
and the converse holds if S zero-divisor free. Furthermore,
o(ur, . w)] £0 = flo(ur,...,w)] = flo(uh, ... ul)] .

PROOF. We construct the sequence s1, . .., S € S by letting

1 otherwise.

5 = {g(ui) if uj = f(ug),

Using that (f, g) is a factorization and employing Obs. 5.2.6, we derive (x):
[o(ur, ... )] = [o(s1-uy, .o s up)] =1 osp - fo(ul, .. up)] -
First, let [o(u1, ..., ug)] # 0. By (x) also [o(u},...,u})] # 0. Then

flo(ur, - )] = fs1- s [o(ur, .. up)]) (x)

= flo(l, ... up)] - ((f, g) maximal)

Second, let S be zero-divisor free and [o(u, ..., u})] # 0. Since s; # 0, () yields
that [o(ug, ..., ux)] # 0. n

5.2.2 Extremal semirings

Observation 5.2.9 If S is extremal, then it is zero-sum free and idempotent.

For every D C D(M) and d € D we call d victorious on D if (d) = ;. p(d).
Lett € Ty, d € D(M,t),and d = (q1 - - qx, 0, q)(dl, .. 7dk). We call d recursively
victorious if d is victorious on D?(M, t) and d; is recursively victorious.

Observation 5.2.10 If S is extremal, then, for every t € TE(SQ) and q € Q, there is a
victorious run d on D1(M, t). Consequently, (d) = [t],.

Lemma 5.2.11 Let S be extremal. For every m € N, ¢ € Q andt € Tx, with
|pos(t)| < m, there is a recursively victorious run d € D1(M,1t).
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PROOF. By induction (on m). For the induction base (m = 0), there is nothing to
show. We show the induction step (m — m + 1). To this end, let m € N, ¢ € Q,
teTx,t=o0(t1,...,t), and |pos(t)| < m + 1. By Obs. 5.2.10, there is a victorious
run d’ on DY(M,t). Let d'(¢) = (q1- - qx, 0, q). By the induction hypothesis, there
are recursively victorious runs dy € D% (M, t;) up to d, € D% (M, ;). We construct

d=d(e) (dl, ce dk). It remains to show that d is victorious. We derive
<d/> = Zd//epq(M,t) (d") (d’ victorious)
= <d,> + (Zd”eDlI(M7t); (d”)#(d’><d">) (S idempotent)

- <<dl> + (Xarepa(vy: tamyay ae)=a @) <d">)>

+ (Xarepearg: @nay.ar@zaed)

=) + (Carepaagy: @yr@.ane=ae(d”) ()
= Zdllqul (Myt1),....d] €D (M,tk)<d/(5) (d’17 . ,d%)> (S idempotent)
= (ngqul ) (i) (Ed;quk(M,tk)<d;c>) -pu(d'(e))  (distributivity)
= (dy) - (dy) - u(d'(e)) = (d) . (d; victorious)

where () holds because the outer sum on the left-hand side is known to be (d'), thus it
discards the second argument, which is known not to be (d'). n

Observation 5.2.12 Let S be extremal. Let ( € Cx, t € Ty, p,q € P, d € DP(M, 1),
and d' € DI(M,p - C) such that d -, d' is victorious on DI(M,t - (). Then (d -, d') =
[((d) - ep) - CTo-

PROOF. We derive

(dpd) = pepaec(d’) (victorious run)
=(dpd") + X greparmic): (@ytdpay(d’) (S idempotent)
=(dpd) + X grepampe): (d)-pa)2idpa) (D) p d”) ()
= Zd,,qu(M7p,<)<<d> pd") (S idempotent)
= D arepa(a,((d)ey)0) (@) = [({d) - ep) - Clg -

For (t), we use the same kind of reasoning as for (}) in the proof of Lm. 5.2.11. ™

5.2.3 Twins property

We define two binary relations SIB(M ) (for siblings) and TWINS(M) on @ as follows.
Let p,q € Q. Then
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A-/A

!
ta,d,

t1,d,

Figure 5.3: Cutting out the slice starting at w; and ending at ws.

e (p,q) € SIB(M) iff there is a tree t € T¥; such that [t], # 0 and [t], # 0.

e (p,q) € TWINS(M) iff for every context € Cx, we have that [e), - (], # 0 and
leq - Clq # 0 implies e, - ¢, = [eq - Clg-

The WTA M has the twins property if SIB(M) C TWINS(M).

Example 5.2.13 (Ex. 2.4.1 contd.) We show that M has the twins property. For this,
let (p, q) € SIB(M). Then thereis at € Tt such that [¢], # 0 and [t], # 0. Moreover,
let ¢ € Cr such that [e,, - (], # 0 and [e, - (], # 0. We show that [e,, - (], = [eq - (]q-
If p = g, this is trivial. For reasons of symmetry, it suffices to consider the case that
p = q1 and ¢ = qo. Since [eq, - ([ # 0 and t],, # 0, we conclude that { = z and
t = . Thus we obtain ey, - 24, =1 = [egq - 2]go- 0

The matter of deciding the twins property is the subject of Sec. 5.4. In short: it is
known that the twins property is decidable for cycle-unambiguous WTA over commuta-
tive, zero-sum-free, zero-divisor-free semirings and for WTA over extremal semifields.

Next, we show a fundamental property that follows from the twins property when
S is commutative and extremal. Before we show the result in detail, we begin with a
simple corollary that summarizes the result. Here and in the following, we use .S - U to
denote {s-u | s € S,u € U} for every set U C 5.

Corollary 5.2.14 Let S be commutative and extremal, and let M have the twins prop-
erty. Then there is a finite set U C S@ with [Ts] € S - U.

PROOF. Direct consequence of Lm. 5.2.15. n

First, we sketch the proof idea; we develop the formal infrastructure and the cor-
responding lemma afterwards. Let t; € Tx. Since S is extremal, for every ¢ € @
there is a victorious run d, on DY(M,t;). If ¢; is sufficiently “large”, then we find
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positions w; and wsy such that w, is strictly above wy and mg(dy|w,) = mQ(dg|ws,)
for every ¢ € (. Provided that we have chosen the family (d, | ¢ € Q) of runs in
a suitable manner, the twins property guarantees that each run in this family assigns
the same weight, say si, to the “slice” of ¢; starting at position w; and ending at po-
sition wy (depicted as the shaded area in Fig. 5.3). We can remove this slice from ¢1,
obtaining the smaller tree ¢5 and family of runs (dy, | ¢ € Q) on t2 with (dy) = s1-(dy).
This procedure can be iterated a finite number of times, yielding the trees ¢4, . . ., ¢, and
weights s1, ..., s,—1, Where ,, is in a finite set of “small” trees (giving rise to a finite
set U of vectors).

Now we formalize this idea. For this, lett € Ty, and Q' C Q. A Q'-run family d
for tis a family (d, | ¢ € Q') with dy € D(M,t) and (dg) # 0 for every ¢ € Q'. Let
0 =(dy | ¢ € Q') be a Q’'-run family for t. We define [0] € S9 by

[ol, = {<dq> tae .

0 otherwise.

For every w € pos(t), we define the Q'-run family d/,, for ¢, to be (dg|w | ¢ € Q).
We define 7, (2) € Q%' by letting To(0)g = Tq(dy) for every ¢ € Q'; and we will
omit the prime from 7'['22. We define three properties of 0:

e It is victorious if d is victorious on D™@(da) (M, t) for every ¢ € Q'
e Itis root if m(d)q = g forevery g € Q'

e It is admissible if it is root and for every wy, we € pos(t) with wy strictly above
wy and 7Q (0], ) = mQ(0|w, ), we have that d|,,, is victorious.

For every T' C T, we let
D(T) = {0 |3Q" C Q,t € T: 0 is an admissible Q’-run family for ¢} .

We define the state number of ® by c¢(0) = |{mg(d|w) | w € pos(t)}| and the state
number of M by ¢(M) = max{c(d) | 0 € D(Tx)}. We note that ¢(M) < |Q|I?!. The
following lemma corresponds to a part of the proof of [105, Thm. 5].

Lemma 5.2.15 Let S be commutative and extremal, and let M have the twins property.
Then [Tx] C [D(T2)] €S- [D{t |t € Ty, ht(t) < c(M)})].

PROOF. We begin with the first inclusion. To this end, let ¢ € 7%. By Lm. 5.2.11,

there is a recursively victorious run d € D?(M,t) for every g € Q. We let Q' = {q |
[t]4 # 0}, and we construct the family (d, | ¢ € Q') by letting d, € D?(M,t) be some
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5 Determinizing weighted tree automata using factorizations

recursively victorious run. Then (d, | ¢ € Q') is an admissible @’-run family for ¢, and
[1] = [o].

Now we show the second inclusion by contradiction. To this end, we let 7' = {¢ |
t € Ty, ht(t) < ¢(M)} and

C ={(Q',t,0,pos(t)|) | t € T, Q" C Q, 0 is an admissible Q'-run family for ¢,
[o] € [D(Tx)], [d] ¢ S - [D(T)]} -

Let (Q',t,0,m) € C such that m is minimal. Then ht(¢) > ¢(M) and Q" # (), because
otherwise d € D(T'). Weletd = (d, | ¢ € Q'), and we fix some ¢y € @’ for later use.
We let

B = {(w1,w2) | w1, wy € pos(t), w; strictly above wa, 1Q (0w, ) = 7Q(V]w,)} -

Since ht(t) > ¢(9), and by the pigeonhole principle, the set B is not empty — in other
words, there is a we € pos(t) of sufficient length such that a prefix w; of wq exists such
that w; and wy have the same image under w — 7Q(?|y).

Let (w1, w2) € B such that w; has minimal length. We construct the tree ¢ =
t[t|ws)w; > the run family o' = (dg[dglws]w, | ¢ € @), the state ¢ = TQ (0w )qo>
and the semiring element s = [t[eg Juw, luw, |4, We claim that (i) 9" is admissible and
(i) [o] = s-[?']. Then either [o'] ¢ S-[D(T')]. But then, by (i), (Q’,¢',d’, |pos(t’)|) €
C. Since |[pos(t’)| < |pos(t)], this contradicts our assumption that m be minimal. Or
['] € S-[D(T)], but then so is [0], due to (ii), which contradicts our assumption that
(Q',t,o,m) e C.

It remains to show Statements (i) and (ii). For (i), let w}, w) € pos(t’) such that
wy is above wy and mQ ('] ) = mQ(d']yy). We distinguish two cases, illustrated in
Fig. 5.4. Either (a) there are v1, vy € N* such that w} = w; - v; and W) = wy - vo.
Then ?'|,y; = fw,v; and [y = Dwyu,- OF (b) V' = 0oy, and [,y = Dlu,. Since
0 is admissible, we can derive that ?’ |w/1 is victorious in both cases.

For (i), we let ¢ € @', ¢’ = m1Q (0w, )q> and ¢ = t[2]usy |w, - Then

[0lg = (dg) = {(dglw,) - dg[2]uwr)

= ([({dglw,) - eq) - Clgr - dglz]w:) (Obs. 5.2.12)
= (dglws) - [eq - Clg - (1 - dg[2]w:) (commutativity)
= (dglws) - leg - Clgg - (1 dg[2]w:) Q)
=5 ({dglw,) - dgl2]w,) = s - []4 - (commutativity)

We show (). First, we show that (¢/, ¢(,) € SIB(M ). By definition we have (dg,) # 0
and (d,;) # 0. Hence, also (dg,|w,) # 0 and (d4|w,) # 0. Since S is extremal, it is
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(a)

(b)

Figure 5.4: Two cases in the proof of Lm. 5.2.15.

also zero-sum free, and we obtain that [t|w, ]y 7 0and [t|w,]y # 0. Hence, (¢, ¢f) €
S1B(M ). By a similar reasoning, we have (dgq [2]w, lw,) # 0 and (dg[2]ws |w,) # 0, and
thus ey - (Jq # 0and [eqy - (] # 0. By the twins property, (¢, gp) € TWINS(M),
and [[6(1(’) ) C]]qo = [eq - Clg- u

We note that the cutting process in general destroys the recursively victorious property
that we established for the first inclusion of the lemma. In other words, [o] = [¢] does
not imply [0'] = [¢]. This is the reason why we cannot state our result in terms of
S - [T], and why we need the concept of admissible run families.

5.3 Determinization of classical WTA

We now apply the factorization approach [105, Sec. 3.3] to the tree case. We keep
the notation concise by restricting our attention to classical WTA; we will consider
arbitrary (i.e., not necessarily classical) WTA in Sec. 5.5. For the remainder of this
section, let M = (Q, p, v) be a classical WTA over I" and S.

Let (f,g) be a factorization of dimension (). The determinization det((f,qg), M)
of M by (f,g) is the triple (Q', ', V") where
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5 Determinizing weighted tree automata using factorizations

e () is the smallest set P C S9 such that 0 € P and, for every k € N, o € F(k),
and uy,...,u; € P,if [o(ui,...,u;)] # 0, then flo(uy,...,ux)] € P.

o i U (@) xTW x Q" — S with
glo(ua, ..., up)] if [o(ui,...,ux)] # 0and
,u/(u1"'Uk,0',U): u:f[[a(ulv“'vuk)]]v
0 otherwise ,
o V1 Q — Swithy, =3 oug- v

We note that @’ is uniquely determined because it is chosen from a set which is closed
under intersection.
In the following, let M’ = det((f,g), M) and M’ = (Q', i/, V).

Observation 5.3.1 The triple M’ is a classical WTA over T and S iff Q' is finite. If M’
is a WTA, then it is bu-det.

The following observation, which can be proved using Thm. 2.1.1, shows a stratifi-
cation of ()'; this basically gives an algorithm for computing @’ (in case it is finite).

Observation 5.3.2 Ler (Q); | i € N) be the family with
Qo=10,
Qiy = {0y U {flo(us,...,u)] |k €N,o € T® g,y € QL
[o(uy, ..., uz)] # 0} .
Then Q' = oy Qj; moreover, Q' is finite iff there is an n € N with Q" = Q..
Example 5.3.3 (Ex. 2.4.1 contd.) We compute det((f,g), M) = (Q', 1/, V") using the
maximal factorization (f, g) given for the Viterbi semiring in Ex. 5.2.3. First, we com-

pute Q' according to Obs. 5.3.2. We write the elements of S¢ as column vectors, where
the first row is the ¢q;-component; and we use the following abbreviations:

U ( ! ) and U <0>
1= 2 = :
0.2 1

Then @, = () and

Q) = {0} U {flel} = {0, f(u1)} = {0, w1},
Q5 = QY U{flo(ur,u1)]} = Q) U{f(0.1- ug)} = {0,u1,us}
Q3 = Q5 U{flo(ur,u2)]} = Q4 U{f(0.5- uz)} = {0,u1,us} (*)
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where we note for (x) that [o(ug, u1)] = 0 = [o(ug, us)]. Clearly, we have Q' = Q)
for ¢+ > 2. Hence, Q' = Q2. Figure 5.2 shows /. In particular, we can read off from
the above calculation that

W (uruy, o,ug) = glo(ur,u1)] = g(0.1-ug) =0.1,
p (urug, o,uz) = glo(uy, ue)] = g(0.5 - ug) = 0.5,

arlld that 1/ maps every remaining transition to 0. Finally, 1/6 =0, v, = 02, and
Uy, = L. O

The following theorem summarizes the behavior of det((f, g), M). We will prove
the individual statements of the theorem below.

Theorem 5.3.4 Let M = (Q, pu,v) be a classical WTA over I and S, and let (f, g) be
the trivial or a maximal factorization. If (f, g) is not the trivial factorization, let S be
commutative. Moreover, let one of the following conditions hold:

M is acyclic,

S is locally finite,

(f,g) is maximal and M is bu-det, or
e (f,qg) is maximal, M has the twins property, and S is extremal.

Then det((f,g), M) is a bu-det classical WTA over I" and S, and it is equivalent to M.
Moreover, if (f, g) is maximal, then, regarding the number of states, det((f,q), M) is
minimal among all WTA which are obtained by factorization.

PROOF. Let M’ = det((f,g),M) and M' = (Q',1/,v'). By Obs. 5.3.1, M' is a
WTA iff Q' is finite. If M’ is a WTA, then, by the same observation, it is bu-det, and
M and M’ are equivalent, as shown in Thm. 5.3.7. The statement about the number of
states is shown in Thm. 5.3.8.

Finally, the set )’ is finite if

e M is acyclic — by Lm. 5.3.10 —,

e (f,g) is the trivial factorization and the semiring S is locally finite — by Lm. 4.7
of [15],

e (f,g) is maximal and S is commutative and locally finite — which follows from
the previous item and Thm. 5.3.8 —,
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5 Determinizing weighted tree automata using factorizations

e (f,g)is maximal, S is commutative, and M is bu-det — by Lm. 5.3.11 —,

e (f,g)is maximal, M has the twins property, and S is commutative and extremal
— by Cor. 5.3.12. n

The reader is invited to compare Thm. 5.3.4 to the overview given in Tab. 5.1.

The theorem lists four conditions that guarantee that det((f, g), M) be a WTA. With
the first condition we provide a formal verification of [134]. The second condition is
adapted from [15]. The third condition ensures that we can determinize a WTA that
is already bu-det. The fourth condition is adapted from [105, Thm. 5]. We note that
the third condition is mainly of theoretical interest. In fact, since testing bottom-up
determinism can be done in linear time, we might precede the determinization proce-
dure with such a test and, if the WTA is already bu-det, refrain from determinization
altogether.

One might be led to believe that the trivial factorization on the one hand and maximal
factorizations on the other hand represent two ends of a spectrum. In view of this, it
may seem curious that we require the factorization to be trivial or maximal. However,
as the following example shows, if this requirement is not satisfied, then det((f, g), M)
can be infinite, even if the semiring is locally finite and M is bu-det.

Example 5.3.5 Let I' = {7V (0}, S = (RZ% U {00, —00}, min, max, oo, —00),
and M the WTA over I" and S given by (final weights do not matter)

(e,a,¢) =1 and  (¢,7,9) 0.

Then [y"(«)] = 1 for every n € N. If (f,g) is the trivial factorization, then the
determinization det((f, g), M) is given by (again disregarding final weights)

(e,0,1) = 1 and (1,7,1)—1.

Now we let (f, g) be the factorization with

glw) = minfu, g€ Q). fluw)= {0'9 g g = g(u),

Ug otherwise,

where 0.9 - uq is the usual product in the reals. For instance, we may calculate
2\ f 2\ 9. 1.8\ (max(2,1.8)\ [ 2
I\ 25 25) " \25) 7 \max(2,25) ) “\25) "
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where - is the scalar product in our semiring. This example already shows that (f, g) is
not trivial. It is not maximal either:

(5 =1 (55) = (35) # (37) =7 (3) =0 ()0

We compute det((f, g), M) again, this time with the new factorization:
(c,0,0.9) =1, (0.9,7,0.81) — 0.9, (0.81,7,0.729)+ 0.8, ... ¢

As the following example shows, however, there are cases where a maximal factor-
ization does not exist, the trivial factorization leads to an infinite result, and another
factorization does the trick. These cases are obviously not covered by our theorem.

Example 5.3.6 Let S be the semiring of Ex. 5.2.5. We define the factorization (f, g)
as follows: g(u) is the greatest common divisor (gcd) of the components of w if this
number is in S, and otherwise g(u) is the gcd divided by the largest prime factor it
Finally, we let f(u) e

contains, e.g.,
23 23
o)) =5 -2
~ 9w

LetT' = {7V, a(®} and M = (Q, u, v) be the WTA over I and S where Q =
{g, p}, v is immaterial to our concerns, and y is given by

(87QJQ)’_>2‘37 (p777Q)H23’ (QJ/-Y?(J)HOO’
(e,0,p) =57, (¢,v,p) =57, (p,7,p) = 00

We denote the elements of S¥ as vectors, with the g-component shown first. Let

-G )

It can be shown that
[V (@)]=(2-3-5-7)"uy, V" )] =(2-3-5-7)" - uy.

Hence, determinization using the trivial factorization yields an infinite result. On the
other hand, det((f,g), M) = (Q’, i/, V") where Q' = {u1,us}, v is again immaterial,
and p':

(e,a,up) =1, (u1,v,u2) —>2-3-5-7, (ug,v,u1) — 1,

and every other transition is mapped to oo. O
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5 Determinizing weighted tree automata using factorizations

The following theorem is our correctness result; it corresponds to Thm. 1 of [105].

Theorem 5.3.7 Let (f,g) be a factorization. If (f,g) is not the trivial factorization,
then let S be commutative. If M' is a WTA, then [M] = [M'].

PROOF. Let M’ be a WTA, i.e., let Q' be finite. We abbreviate [.[ 5 by [.] and (.), by
(.). By Obs. 5.3.1, M is bu-det.

We show the following statement by induction on ¢: for every ¢ € Tt there are u € Q’
and d € D*(M’,t) such that (i) (d) - u = [t] and (ii) (d’) # 0 implies d’ = d for every
d € D(M',t). Note that, if (f,g) is the trivial factorization, then (d) € {0,1} for
everyt € Tr,u € Q',and d € D*(M',t).

Lett = o(t1,...,tx). By the induction hypothesis, there are u1,...,u; € Q' and
di,...,dgwithd; € D" (M, t;) such that (i) (d;)-u; = [t;], and (ii) (d’> # 0 implies
d;- =dj. Weset v’ = [o(u1,...,ux)]. We derive (%):

[t] = [o([ta, - -, [Ex D] (Obs. 2.4.4)
= [o({dy ) U, .. <dk> ©)] (induction hypothesis)
= (d1) - (dg) - u . (Obs. 5.2.6)

Now we distinguish two cases.

Case 1: Let / = 0. Then, by (%), [t] = 0. We construct p = (uy - - - u, o, u') and
d=p(di,...,dy). Then pi/(p) = 0, (d) = 0, and (d) - v’ = 0. Now letd’ € D(M’,)
and (d') # 0. Then each of the factors (d'|1), ..., (d'|), and 1/(d’(¢)) is non-zero.
By the induction hypothesis, d'|; = d;. By definition, z/(u;---ug,0,u) = 0 for
every u € Q'. Hence, 1/(d’(¢)) = 0, and our assumption that (d’) # 0 was wrong.

Case 2: Let v/ # 0. Then we construct u = f(u'), p = (uy---ug,0,u), and
d= p(dl, . ,dk), and we derive

[6] = (da) -~ {di) - o (%)
= ((d1) -~ (dg) - g(u)) - f(u) ((f,g) fact.)
=(d)-u.

Let d € D(M’,t) and (d') # 0. Then each of the factors (d'|1), ..., (d'|x), and

1 (d'(¢)) is non-zero. By the induction hypothesis, d’|; = d;, and by the definition of
W, d'(e) = d(e).

Now we show that [M] = [M']. Lett € Tr. Then there are u € Q' and d €
D*(M’,t) such that (d) - u = [t] and (d') # 0 implies d’ = d. We derive

[M(1) = (d) - viy = Yogeq (d) - g - vg = Xgeq [ty - vg = [MI() . m
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The next theorem is our minimality statement; it corresponds to Thm. 3 of [105].

Theorem 5.3.8 Let S be commutative, (f,g) and ( £.9) factorizations, (f,g) maxi-

mal, det((f,9), M) = (@', 1/, "), and det((f,§), M) = (Q, i, 7). Then Q' \ {0} =
(@ \ {0}). Consequently, |Q'| < |Q| and, if det((f,§), M) is a WIA, then so

is det((f,q), M).

PROOF. We first consider the case that |Q| = 1. Then we can identify S? with S.
Since (f, g) is maximal, we have that f(S'\ {0}) = {f(1)}. By Lm. 5.2.1, f(1) # 0.
Now either Q' = {O} =QorQ = {0,f(1)} and @ > {0}. In both cases, we have
that @'\ {0} = £(Q\ {0}). o
Now let |Q| > 1. By Lm. 5.2.4, S is zero-divisor free. We prove f(Q \ {0}) =
@'\ {0}. We begin with “C”. By Obs. 5.3.2, it suffices to prove the following statement
by induction on i: for every i € N, f(Q; \ {0}) € @\ {0}. To this end, let i € N
and @ € QH—I \ {0} Then there are k € N, 0 € T'®)_and 4y, ..., 4 € Q; such that

@ = flo(i,...,ux)]. By Lm.5.2.1, @ # 0 and f(a ) # 0. Weshowthatf(ﬂ) €qQ
by deriving

F(@) = f(floGan, .. ax)]) = f(lo(, ... @)]) (Lm. 5.2.7)

= f([[a(f(ﬂl)7-- f(ax))]) (Lm.5.2.8)

€qQ . (induction hypothesis, def. of ))

Now we prove “2”. Using Obs. 5.3.2 again, it suffices to prove the following state-
ment by induction on 4: forevery i € N, @} \ {0} C £(Q\ {0}). To this end, let i € N
and v’ € Q) \ {0} Then there are k € N, 0 € T(*), and },...,u}, € Q! such that
[o(uy, ... u)] # 0 and v/ = f[[a(ul, ..., u})]. By the induction hypothesis, there
are iy, ..., € Q\ {0} such that u} = f(az) By Lm. 5.2.1, u' # 0. We show that
uef (Q) by deriving

u' = flo(f(a),..., fla)] = flo(a, ... a)] (Lm. 5.2.8)
= f(flo(a, ..., ax)]) (Lm. 5.2.7)
€ f(Q) . n

The following corollary corresponds to [105, Lm. 2].

Corollary 5.3.9 Let S be commutative and (f, g) maximal. Then Q" \ {0} = f([Tr] \
{0}).

PROOF. Follows from Thm. 5.3.8 when (f, ) is the trivial factorization. =

149



5 Determinizing weighted tree automata using factorizations

In the remainder of this section, we deal with the sufficient conditions for Q’ to be
finite. We begin with a lemma that is useful when M is acyclic.

Lemma 5.3.10 There is an injective mapping p: Q' \ {0} — {t | t € Tr, [t] # 0}.

PROOF. The main idea is to define ¢ as the supremum of an w-chain of injective map-
pings. To thisend, let T' = {¢ | t € T, [t] # 0}. We use Obs. 5.3.2. For every i € N,
we let

T ={o(u,...,u) | 0 € TW,u, € Qf, [o(ua, ..., ux)] # 0} .

Note that 77 is finite. We assume that 7" is well ordered in some way. Then we define,
for every i € N, the mapping ;: Q) \ {0} — T as follows. If i = 0, there is nothing
to define. If u € @/, then we let @;41(u) = ¢;(u). Otherwise, we proceed as follows.
There is a least o'(uy, ..., u) € T/ withu = f[o(u,...,ux)]. This implies u, # 0.
We define cp,'+1(u) = J((pi<ul), ey (pz(uk))

First, we show by induction on 7 that, for every ¢« € N, we have

(i) @i’Q;\{()} = p; forevery j <1,
(i) i >0,u€Q),ugQ, |,andu # 0 implies ht(yp;(u)) = 4,
(iii) ¢; is injective.
The induction base (z = 0) is trivial. We show the induction step (¢ — ¢ + 1). To this
end, let ¢ € N such that the hypothesis holds.

We show (i). For this, let j < ¢+ 1. The case j = ¢ + 1 is trivial. If j < ¢, we derive
viriloney = Pilo)oy = @i )

We show (ii). Leti+1 > 0, u € Qj,;, u & @), and u # 0. There is a least
o(ui,...,u;) € T withu = flo(uy,...,ug)]. Ifi = 0, then £ = 0, and we obtain
ht(piq1(u)) = 1. Let ¢ > 0. Assume for the time being that u, € Q)_, for every ¢.
Then u € Q;. Hence, there is a ¢ such that u, ¢ Q);_,. By the induction hypothesis,
ht(p;(u,)) = i. Then ht(p;+1(u)) =i+ 1.

We show (iii). To this end, let u,u’ € @}, \ {0} and ¢;41(u) = @;+1(u’). Then
ht(pig1(u)) = ht(pir1(u’)). By (i), either u, v’ € Q) or u,u’ ¢ Q). In the former
case, we invoke the induction hypothesis. Otherwise we proceed as follows. There
are least o (u1,...,ux), 0’ (uy,...,up) € T; with uw = flo(uy,...,u;)] and v/ =
flo'(uy, ..., u),)]. Since pitr1(u) = @ip1(u'), wehave o = o', k = k', and p;(u,) =
©i(u}). By the induction hypothesis, u, = u,. Hence, u = u’.

This completes the inductive proof. Now we construct : Q" \ {0} — T as follows.
Let u € @'. Then there is a least ¢ € N with u € Q). We let p(u) = ¢;(u). It remains
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to show that ¢ is injective. For this, let u,u’ € Q" and ¢(u) = ¢(u’). There are least
i,7 withu € Q; and v’ € Q),. Then p(u) = @;(u) and p(u') = ¢y (u’). Without loss
of generality, we assume that ¢ > 4’. Using (i), we derive

pi(u) = p(u) = pu') = pp(u') = pi(u) .
Then (iii) yields that u = ' =

Now we turn to the cases where ( f, ¢) is a maximal factorization, S is commutative,
and either M is already bu-det or M has the twins property and S is extremal.

Lemma 5.3.11 Let S be commutative, (f, g) maximal, and M bu-det. Then ()’ is finite.

PROOF. By Cor. 5.3.9, Q' \ {0} = f([Tt] \ {0}). Observation 2.4.3 yields that each
vector in [71] has at most one nonzero component. By this fact and since (f, g) is
maximal, we can derive that | f([TT] \ {0})| < |Q|. n

The following corollary generalizes Thm. 5 of [105] from strings to trees.

Corollary 5.3.12 Let S be commutative and extremal, ( f, g) maximal, and M have the
twins property. Then Q' is finite.

PROOF. By Cor. 5.2.14 there is a finite set U C S¥ such that [T1] € S - U. We derive

Q' \ {0} = f(ITr] \ {0}) (Cor. 5.3.9)

C f((S-U)\ {0} (Cor. 5.2.14)

C f(UN\A{0}) . ((f, g) maximal)

Since U is finite, so is Q’. =

5.4 Deciding the twins property

In this section, we consider two approaches to deciding the twins property. In both ap-
proaches we require that the semiring be commutative, zero-sum free, and zero-divisor
free. For the first approach, we put an additional restriction on the semiring — namely,
that it be an extremal semifield. For the second one, we put a restriction on the WTA —
namely, that it be cycle-unambiguous. As a preparation for both approaches, we show
that we can enumerate SIB()M ) in finite time. For the remainder of this section, let
M = (Q, 1, v) be aclassical WTA over I" and S.
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Lemma 5.4.1 If S is zero-sum free, then SIB(M) C S1B'(M), where S1B'(M) is de-
fined like SIB(M), with the additional condition that ht(t) < |Q|>.

PROOF. By contradiction. Let

C = {(p,q,t, ]pos(t)\) | p,q € Q,t €Tr,[t], #0,[t]y # 0, (p,q) € SIB' (M)},

and let (p, q,t,m) € C such that m is minimal.

Since [t], # 0 and [t], # 0, there are d,, € DP(M,t) and d, € D9(M,t) such that
(dy) # 0and (d,) # 0. Since (p,q) & SIB'(M), we have that ht(¢) > |Q|. By the
pigeonhole principle, there are wq,ws € pos(t) and p’, ¢’ € @ such that wy is strictly
above w3, dp|w, s dplw, € DP' (M), and dy|w, , dglw, € D? (M). Cutting out the slice
between w; and wsy, we construct the tree ¢’ = ¢[t|y,]w,. Moreover, we construct the
runs d;, and d;, accordingly, i.e., d;, = dy[dz|w,]w, for z € {p,q}.

We have that (d},) # 0 and (d;) # O, because otherwise (d,) = 0 or (d;) =
0. Since S is zero-sum free, we obtain that [t'], # 0 and [t'], # 0. Clearly,
(p,q,t, |pos(t')]) € C and |pos(t')| < |pos(t)|, which is our contradiction. n

5.4.1 Extremal semifields

In this section we prove the following theorem.

Theorem 5.4.2 Let S be an extremal semifield. There is a procedure that takes any
classical WTA M over T and S and outputs whether M has the twins property.

PROOF. Follows from Lm. 5.4.10. n

We proceed as follows. First, we rephrase the problem of deciding the twins property
as the problem of searching a set of vectors for “critical elements”. Moreover, we
indicate that applying a factorization to that set allows us to solve the search problem
in finite time. Finally, we consider two algorithms that solve our problem.

Henceforth, let S be an extremal semifield. Then it is also zero-sum free. By
Lm. 5.2.2, there is a maximal factorization (f, g).

In the definition of TWINS(M ), we deal with two vectors [e,, - (] and [e, - (] for
each ¢ € Cr. In the following we concatenate these vectors, which enables us to use a
factorization. To this end, we construct a WTA M U M that runs two instances of M in
parallel, as shown in Fig. 5.5. We let M = (Q, fi, 7) be the WTA obtained from M by
renaming states via ¢ — q. We construct the WTA M UM = (QU Q, 1/, V') where 1/
coincides with & and [z on the transitions of M and M, respectively; it maps all other
transitions to 0; and v/ coincides with v and 7 on Q and Q, respectively.
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5 Determinizing weighted tree automata using factorizations

Observation 5.4.3 If M has the twins property, then so does M U M.

Using M U M, we are now able to describe the search space of our problem. For
every p,q € () we define the set T}, , C SQUQ by

Ty =[{(ep+eq)- ¢ C€Crtpunm

where we note that e;,e; € SQUQ . Moreover, we call any vector v € S@YC critical
(for (p,q)) if up # 0, ug # 0, and u, # uz. We note that 0 is not a critical vector, and
that a vector u € S@YQ\ {0} is critical iff f(u) is critical. With these prerequisites, we
can make two easy observations.

Observation 5.4.4 Let p,q € Q. Then (p,q) € TWINS(M) iff T}, , does not contain
any critical vector.

Observation 5.4.5 The following three statements are equivalent.
(a) The WTA M has the twins property.

(b) The set U(p,q)GSIB(M) T,,q is devoid of critical vectors.
(c) The set U, pyesmar) f(Tpaa \ {0}) is devoid of critical vectors.

We call the sets in Obs. 5.4.5(b) and (c) the search space and the compressed search
space, respectively.

In the following, we show that the compressed search space is finite if M has the
twins property. To this end, we will construct, for every (p,q) € SIB(M), a WTA
M, q) over I' U {*} and S such that (i) there is an injective mapping from 7}, ; into
[Truga] M, and (ii) if M has the twins property, then so does M, ;). This will
enable us later to apply Cor. 5.2.14.

Let M UM = (Q', i/, V). We let Mg = (Q", ", V") where

e Q" ={0,1} x Q'
i :U’”((blv qa) T (blmqllg)? g, (b7 q,)) = M,(qi e Q;gv g, q/) if b = Z] b"
o u'(e,*,(1,p) =p"(e,* (1,9) =1,

1" maps all other transitions to 0,

e V'(1,¢') =1/'(¢'), and v/ maps all other states to 0.
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5.4 Deciding the twins property

For every b € {0, 1}, we define the mappings

pp: SV 5 gl0.11x(QuUQ) and g SO1x(QUQ) _y goue

by letting oy (u)(p,q) = Ug» Pp(w) @y gy = 0 for v # b, and @j(u)y = u(p,q). The
following observation is easy to show by induction on m.

Observation 5.4.6 For everym € Nandt € Ty, if [pos(t)| < m, then

eo([t] vunr) ift e Tr,
M]M(M) = < p1([tl*/(ep + el arunz) i * occurs exactly once in t,
0 otherwise.

Corollary 5.4.7 We have that 1(Ty,q) \ {0} = (¢1(S9"?) N [Trug]ag,.,,) \ {0}-

PROOF. Letu € ¢1(Tp,) and u # 0. Then there is a ¢ € Cr such that u = o1([(ep +
eg)  Clasunr)- By Obs. 5.4.6, we have that [+ - (], ,, = u. Hence, u € (p1(S99) N
[Trogey]ng ) \ {0}. Now let u € ¢1(S9Y9) N [[TFU{*}]]M@@ and u # 0. Then
there is a ¢t € Tpypg with uw = [t]ar, . Since u € 1(S99) \ {0}, Obs. 5.4.6
yields that % occurs exactly once in ¢ and that u = o1 ([t[*/(ep + eg)]] arunz)- Hence,

Lemma 5.4.8 If M has the twins property, then so does M, o).

PROOF. Let ((b,p'), (c,q')) € SIB(M(, ). Then there is a t € Tpyy,) such that
[tlbpy # 0 and [t] 4y # 0. Using Obs. 5.4.6, we obtain that either (i) ¢ € Tt and
b = c = 0or (ii) * occurs exactly once int and b = ¢ = 1.

We show that (p’,¢’) € SIB(M U M). In Case (i), this is trivial. In Case (ii), we
use that (p,q) € SIB(M), thus (p,q) € SIB(M U M), and thus there is a ' € Tt
with ([t']asunr)p # 0 and ([t']a057)g # 0. Since S is an extremal semifield, it is
zero-sum free and zero-divisor free, and we obtain that ([t[*/t']] ;0 57)py 7# O and
([t0/# o) 0.

We show that ((b,p'), (¢,q")) € TWINS(My, ). Let ¢ € Cpyyyy such that [e(, ) -
Clppry # 0and [e(c gy Cle,q) # O- Itis easy to see that then * does not occur in ¢, and
that [y - Clivry = [y - Clpr and [ee gy - Cle,qry = [eq - €]y Then the statement
follows because M U M has the twins property, by Obs. 5.4.3. ™

Lemma 5.4.9 Let M have the twins property. For every (p,q) € SIB(M) the set
J(Tp,g \ {0}) is finite.
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5 Determinizing weighted tree automata using factorizations

Algorithm 5.1 Decision algorithm.
Require:

M = (Q, p,v) aclassical WTA over I and S,

S commutative and extremal,

(f, g) a maximal factorization of dimension Q U Q
Ensure:

print “yes” iff M has the twins property

compute SIB(M)
: for (p,q) € S1B(M) in parallel do
for u € f(Tp, \ {0}) do
if v is a critical vector then
print “no” and terminate

SANER A ol ey

: print “yes”

PROOF. Since S is an extremal semifield, it is also zero-sum free, and Lm. 5.2.2 yields
that there is a maximal factorization (f’, ¢’) of dimension {0, 1} x (Q U Q). We con-
struct a new factorization (f”, g"") where

(f"(u), 9" (u) = (L1 (£ (1 (), 9(£1(u)) , (if u = p1(p7 ()
(f"(u),g"(w)) = (f'(w),g'(u)) . (otherwise)

It is easy to see that (f”, ¢”) is indeed a factorization; even a maximal one.
By Lm. 5.4.8 and Cor. 5.2.14, there is a finite set U such that

P1(f (T \{OD) = f"(1(Tpq \ {0}))
= ["((p1(59%) 0 [Trog D) \ {0}) (Cor. 5.4.7)
C f"(ITropal \{0}) € f(S- U\ {0}) (Cor.5.2.14)
= f"(U\{0}). (maximal factorization)
Since U is finite and ¢ is injective, f(T},, \ {0}) is finite as well. n

Now we consider two decision algorithms that are based on Lm. 5.4.9. The first one,
Alg. 5.1, searches the compressed search space for critical vectors.

Lemma 5.4.10 Algorithm 5.1 terminates, and it is correct.

PROOF. First, the algorithm enumerates SIB(M ). This is possible due to Lm. 5.4.1.
Second, for each (p, ¢) € SIB(M) in parallel, it enumerates f (7, ; \ {0}), checking for
critical vectors. For this step, we distinguish two cases.
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5.4 Deciding the twins property

If M has the twins property, then, by Lm. 5.4.9 and Obs. 5.4.5, f(T},,\ {0}) is finite
and devoid of critical vectors, and the algorithm terminates with output “yes”.

Otherwise, by Obs. 5.4.5, the algorithm finds a critical vector at some point and
outputs “no”. For this, the parallel processing (Line 2) is critical because there may be
(p,q) € S1B(M) such that (T}, \ {0}) is infinite, yet devoid of critical vectors.

Algorithm 5.1 is rather straightforward, but that comes at a price. In order to enu-
merate the compressed search space, we can in principle enumerate Cr and compute
fl(ep + eq) - €] for each ¢ € Cr. However, the weights already computed for subtrees
and subcontexts of ¢ are not reused in this approach. For this reason, we consider an
alternative procedure — Alg. 5.2.

Algorithm 5.2 does not enumerate CT explicitly; instead, it works on weight vectors,
thereby avoiding redundant calculation. Roughly speaking, it employs a maximal fac-
torization (f, g) of appropriate dimension and computes det((f, g), M, ) for every
(p,q) € S1B(M). The following lemma shows that the state sets of these WTA com-
prise a legitimate alternative to our compressed search space. Let v € S{0:1}x(QUQ).
then w is a critical vector if ¢! (u) is a critical vector.

Lemma 5.4.11 Let (f, g) be a maximal factorization of dimension {0,1} x (Q U Q),
and let (Q’(p o | (P,q) € SIB(M)) be the family such that Q'(p g) 8 the set of states of
det((f,9), Mp,q))- Then the following are equivalent:

(a) U(p,q)GSIB(M) T),q contains a critical vector,
(b) fle1(Up.gresman Tpa \ {0})) contains a critical vector,
(c) 901(562“?) N U(p7q)€sIB(M) Q’(p’q) contains a critical vector.

PROOF. The first equivalence is easy to see. For the second equivalence, we derive

f(%ol(U(p,q)eSIB(M) Tpq \ {0}))
- U(p,q)éSIB(M) f(‘Pl(an \ {6}))

= Upgesiman F((#11(5979) 0 [Troglar,.,) \ {03) (Cor. 5.4.7)

= 01(59%) N U gesmon [ Trop g, o \ {03)

= 159" N U, st Qpgy \ 10} - (Cor. 5.3.9)
Recall that 0 is not a critical vector. n
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5 Determinizing weighted tree automata using factorizations

Algorithm 5.2 Improved decision algorithm.

Require:
M = (Q, p,v) aclassical WTA over I and S,
S commutative and extremal,

(f, g) a maximal factorization of dimension {0, 1} x (Q U Q)

Ensure:
print “yes” iff M has the twins property

compute SIB(M)
if SIB(M) = () then

print “yes” and terminate
select some (po, qo) € SIB(M)
compute Q;, (see below)
fori=1,2,... do

compute Q) (see below)

if Q) = Q,_, then

print “yes” and terminate

R A U S o e

10:  if 91(S9Y9) N Q contains a critical vector then
11: print “no” and terminate
where

Q=10
Qi1 = {0} U{f[¥n, , | (p,q) € SIB(M)}

> uses (po, qo) and SIB(M)

U {fﬂo(ul,...,uk)]]M(pO’qO) | keN,o e F(k),ul,.. LU € Q;,

[o(u,..

. 7uk)ﬂM(p0,q0) 7& 6} .
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5.4 Deciding the twins property

Lemma 5.4.12 Algorithm 5.2 terminates, and it is correct.

PROOF. The case that SIB(M) = 0 is trivial. We turn to the converse case. We
let ( ’(p’q) | (p,q) € SIB(M)) be the family such that Q/(p,q) is the set of states of
det((f,g), M,q)). For every (p,q) € SIB(M), we apply Obs. 5.3.2 to M, ;) and
denote the corresponding family by (Q’(M)ﬂ. | i € N). Let (Q} | # € N) be the family

defined in Alg. 5.2. A straightforward proof by induction on ¢ yields that

Q; = U(p,q)gSIB(M) Q/(p,q),z' . (*)

Now we distinguish two cases. Either M has the twins property. Then, by Lm. 5.4.8,
so does M, 4 for every (p,q) € S1B(M), and by Lm. 5.3.12, the set Q’(p o) 1s finite,
and Q/(p,q),i = .Q’(M)’Pr1 for some 1. By (%), then, also Q; = Q} ., for some 7, and the
algorithm terminates. By Lm. 5.4.11, it outputs “yes”.

Or M does not have the twins property. By Obs. 5.4.5 and Lm. 5.4.11, the algorithm

finds a critical vector at some point and outputs “no”. ™

We note that, as is evident from Obs. 5.4.6, at least half of the components of every
vector in @)} is zero, so there is room for optimizing the algorithm. For instance, one
can partition ()} into the following three blocks:

{0} (2o(S9U) N Q) \ {0}, (1(5992) N Q) \ {0} .

Then the first block is irrelevant for the algorithm and may be omitted, and the remain-
ing blocks can be represented by their images under ¢, and ¢, respectively.

5.4.2 Cycle-unambiguous weighted tree automata

In this section, we show that the twins property is decidable for a decidable subclass of
WTA called cycle unambiguous. This result is inspired by a similar one for the string
case found in [5, Thm. 5]. The following definition is also adapted from [5, Sec. 2.1].
AWTA N = (Q, R, u,v) over ¥ and S is called cycle unambiguous if for every g € Q
and ¢ € Cx there is at most one d € DI(N, g - ) such that (d) # 0. For instance, the
WTA of Ex. 2.4.1 is cycle unambiguous.

Lemma 5.4.13 Let S be commutative, zero-sum-free, and zero-divisor-free, and let M

be cycle unambiguous. Then TWINS' (M) C TWINS(M ), where TWINS' (M) is defined
like TWINS (M), with the additional condition that ht(¢) < 2 - |Q|%
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5 Determinizing weighted tree automata using factorizations

Case 1: Case 2:
jw| > |Q? lw| < 1QI?

Figure 5.6: Finding w; and wy; note that ht(¢) > 2 - |Q|?.

PROOF. By contradiction. We let

C = {(p.¢,¢ Ipos(Q)]) | (p,q) € TWINS'(M), ¢ € Cr,
[ep - Clp # 0, [eq - CIq # 0, [ep - CTp # leq - Cl} -

Let (p,q,¢,m) € C such that m is minimal. Since [e, - (], # 0 and [e, - (], # O,
and since M is cycle-unambiguous, there are d, € DP(M,p- () and dy € DP(M,q-()
such that [ey, - (], = (dp) and [e,, - (Jq = (dy).

Let w € pos(z) such that {(w) = z. Since (p,q) € TWINS'(M), we obtain that
ht(¢) > 2-|Q|*. By the pigeonhole principle, there are wy, wo € pos(¢) (illustrated in
Fig. 5.6) such that (i) w; is strictly above ws, (ii) if w; is above w, then so is wg, and
(i) 7Q (dgluw, ) = TQ(dglw,) and g (dp|w,) = mQ(dp|w, ). Let wy, wo be such a pair of
positions, and let p’ = 7q(dplw, ), ¢ = 7Q(dglwy)s ¢" = Cl2lwslwr»> dfy = dp[p'Tws |, »
gl s lwr > " = C[Clws)ws s dg = dp|dp|w,]w, and dZ = dy[dg|uws]w, -

We note that (d,,), (d},), (d;,), (dy) # O, because otherwise (d,) = 0 or (dy) = 0.
Since M is cycle-unambiguous, we obtain that [p" - ¢'],y = (d}), [¢' - (']¢ = (d}),
[p-¢"lp = (dp). [q-¢"]q = (dy). We distinguish two cases.

Either (d),) = (d;). Then (d,) # (dj), because otherwise (d,) = (d,). Hence,
(p,q,¢",|pos(¢")]) € C. Since |pos(¢”)| < |pos(¢)|, we have a contradiction. Or

(d,) # (dy). Then (p', ¢, (', [pos(¢)|) € C. Since |pos(¢’)| < [pos(¢)]|, we also have
a contradiction in this case. ]
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5.5 The case of non-classical WTA

Theorem 5.4.14 Let S be a commutative, zero-sum-free, zero-divisor-free semiring.
There is a procedure that takes any cycle-unambiguous classical WTA M over 1" and S
and outputs whether M has the twins property.

PROOF. By Lm. 5.4.1, we have that SIB(M) C Si8’(M). By Lm. 5.4.13, we have
that TWINS'(M) C TWINS(M). In both cases, the converse is trivial, so we obtain
that S1B’(M) = S1B(M) and TWINS' (M) = TWINS(M). Hence, the sets S1B(M)
and TWINS(M) can be computed in finite time. Since these sets are finite, checking
SIB(M) C TWINS(M) is a trivial matter. n

We conclude this section by proving that the property “cycle unambiguous” is decid-
able. We call M finitely cycle unambiguous (fcu) if for every ¢ € @ and ¢ € Cr with
ht(¢) < 3-|Q|?, there is at most one d € D(M, q - ¢) such that (d) # 0.

Lemma 5.4.15 If M is fcu, then it is cycle unambiguous.
PROOF. By contradiction. To this end, let M be fcu, and let

C ={(¢q,¢,d,d,|pos(Q)]) | ¢ € Q,¢ € Cr,d,d' € DI(M,q- (),
d#d,(d)#0,(d) #0} .

Let (¢,¢,d,d;m) € C such that m is minimal. Since d # d’, there is a w; € pos(()
with d(wy) # d'(w1). Let wy € pos(¢) with ((z) = w2, and let w € pos(¢) be the
longest common prefix of w; and ws.

Since M is fcu, [pos(¢)| > 3 - |Q|2. By the pigeonhole principle, there are ws, wy €
pos(() (illustrated in Fig. 5.7) such that (i) w3 is strictly above wy, (ii) if w3 is above w,
wy, or wa, then so is wy, respectively, and (i) 7¢ (d|w;) = 7Q(d|w,) and g (d'| ;) =
7Q(d |wy ). We let ¢" = C[Clu,]ws> € = d[d|wy)ws» and € = d'[d’|y,]ws. We note that
¢’ € Cr and e # €/, both due to Condition (ii). Moreover, we have that (e), (¢/) # 0,
because otherwise (d) = 0 or (d) = 0. Hence, (¢,(’,e, €, |pos((’)]) € C. Since
|pos(¢’)| < m, we have the contradiction. n

Corollary 5.4.16 There is a procedure that takes any classical WTA M and outputs
whether M is cycle-unambiguous.

PROOF. Direct consequence of Lm. 5.4.15. ™

5.5 The case of non-classical WTA

In this section, we transfer the results of the preceding two sections to arbitrary, i.e., not
necessarily classical, WTA.
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5 Determinizing weighted tree automata using factorizations

Case 1: Case 2: Case 3:
w] > |Q lw| < [Q? lw| < [QF?
wi| > 2|Q? wi] < 2|Q?
wa| > Q)

Figure 5.7: Finding w3 and wy; note that ht(¢) > 3 - |Q[%.

Case 4:

lw| < |Q?
lwy, Jwa] < 2|Q?
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5.5 The case of non-classical WTA

To this end, let ¥ be an alphabet, I' C 3 x N a ranked alphabet with rk(o, k) = k,
and f: Tt — 7% the mapping that replaces each label by its first component. Two
weighted tree languages ¢: Ty, — S and ¢': Tt — S are related if p(f(t)) = ¢'(t)
forevery t € Tr and p(t) = O forevery t € Tx \ f(1T).

Observation 5.5.1 If 1 and ¢’ are related, and so are oo and ', then 1 = ps.

Moreover, let M = (P, R, j1,v) be a WTA over ¥ and S and M’ = (P, u/,1V') a
classical WTA over I" and S. We say that M and M’ are related if (p; - - - p,0,p) € R
implies (o,k) € T, P =P',v =1/, and

/ _ /J(pl"'plﬁa—:p) if(pl"'plwavp)eR»
u(p1~~-pk,(0,k),p)— .
0 otherwise.

Observation 5.5.2 Let M and M’ be related. Then

(i) M is bu-det iff M’ is bu-det,

(ii) M has the twins property iff M’ has the twins property,
(iii) M is acyclic iff M is acyclic,

(iv) M is cycle-unambiguous iff M' is cycle-unambiguous, and

(v) [M] and [M'] are related.

We note that the definition of “related” gives rise to a natural construction turning
any WTA M into a related classical WTA M’, as well as the converse construction.
From now on, we assume that these constructions are understood, and when we speak
of “the (classical) WTA related to ...”, we refer to these constructions.

Let M = (Q, R, p1,v) be a WTA over ¥ and S, and let (f, g) be a factorization of
dimension Q). The unranked determinization udet((f, g), M) of M by (f, g) is either a
WTA over X and S or it is undefined, as follows. Let M’ be the classical WTA related
to M. If det((f,g), M') is a WTA, then we let det((f,g), M) be the WTA related to
det((f,g), M'). Otherwise, udet((f,g), M) is undefined.

Theorem 5.5.3 Let M = (Q, R, i, v) be a WTA over ¥ and S, and let (f, g) be the
trivial or a maximal factorization. If (f,g) is not the trivial factorization, let S be
commutative. Moreover, let one of the following conditions hold:

e M is acyclic,

o S is locally finite,
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5 Determinizing weighted tree automata using factorizations

e (f,g) is maximal and M is bu-det, or
e (f,qg) is maximal, M has the twins property, and S is extremal.

Then udet((f,g), M) is a bu-det WTA over ¥ and S, and it is equivalent to M.
PROOF. This follows from Thm. 5.3.4, Obs. 5.5.1, and Obs. 5.5.2. n

Theorem 5.5.4 Let S be an extremal semifield. Then there is a procedure that takes
any WTA M over ¥ and S and outputs whether M has the twins property.

PROOF. This follows from Thm. 5.4.2 and Obs. 5.5.2. n

Theorem 5.5.5 Let S be a commutative, zero-sum-free, and zero-divisor-free semiring.
Then there is a procedure that takes any cycle-unambiguous WTA M over 3. and S and
outputs whether M has the twins property.

PrROOF. This follows from Thm. 5.4.14 and Obs. 5.5.2. n

Theorem 5.5.6 There is a procedure that takes any WTA M and outputs whether M is
cycle-unambiguous.

PROOF. This follows from Cor. 5.4.16 and Obs. 5.5.2. n

5.6 Conclusion, discussion, and outlook

We have used the factorization approach of [138, 105] to develop a determinization
construction for WTA. Theorem 5.5.3 and Tab. 5.1 summarize the requirements un-
der which our construction solves the determinization problem. We have also shown
that, roughly speaking, maximal factorizations only exist for zero-divisor-free semi-
rings. Furthermore, we have shown that the twins property is decidable (i) for cycle-
unambiguous WTA over commutative, zero-sum-free, zero-divisor-free semirings and
(i1) for WTA over extremal semifields.

The present determinization result was largely obtained by generalizing [105] from
strings to trees, and many of our proofs follow theirs. Likewise, the decidability result
in Case (i) was obtained by generalizing [5] from strings to trees, but our proofs do
not follow theirs. In particular, they provide a polynomial-time decision algorithm. In
contrast, while our proofs are effective, they do not suggest efficient decision proce-
dures. It is open whether efficient algorithms exist for WTA. We note that the transition
from strings to trees made the proofs more intricate and at some points necessitated
commutativity of the semiring.
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As for Case (ii), the notion that the twins property can be decided by searching
for critical vectors in a compressed search space is due to Kirsten [104]. We have
generalized his work in the following two ways. First, we allow arbitrary extremal
semifields instead of the tropical semiring. To this end, we use the notion of a maximal
factorization, which is implicit in his work. Second, we consider WTA instead of WSA.
This makes the proof more complex, as we have to distinguish between contexts and
trees.

Kirsten’s result that deciding the twins property is PSPACE-hard directly transfers to
our setting, giving a lower bound on the complexity of our algorithms. In addition, he
shows that the problem is PSPACE-complete by giving a PSPACE algorithm. It is open
whether this result can be transferred to our setting as well. It is also an open question
which algorithm, Alg. 5.1 or Alg. 5.2, performs better in practice.

As mentioned at the very top, this chapter is an extensively revised version of the
papers [31] and [27]. The former work covers the determinization construction and
Case (i) of the decidability problem, while the latter work is concerned with Case (ii).
In this chapter, we added the case of non-classical WTA. Moreover, we reduced the
question whether the compressed search space is finite to the question whether the set
of all weight vectors of some WTA is finite (cf. the proof of Lm. 5.4.9). The original
contribution, on the other hand, contains a direct proof [27, Lm. 3.3]. Likewise, we
reused the determinization construction for the decision procedure in Alg. 5.2, in con-
trast to the original contribution [27, Alg. 2]. In both instances, the original contribution
duplicates proof work considerably.

We already mentioned some items for further research in passing, namely efficient
decision procedures for Case (i), PSPACE membership of the problem in Case (ii),
and which decision algorithm performs better in practice. We name two more items,
which are related to sufficient conditions for the determinization to be finite. First, one
could consider general requirements that also cover cases like Ex. 5.3.6, where neither
the trivial nor any maximal factorization is viable. Second, it might be desirable to
determinize a WTA that is not acyclic over a semiring that is not extremal, say, the
nonnegative reals.
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Conclusion

Chapter 1 proposed a preliminary version of an algebraic framework for specifying
decoders, promising the achievements in Tab. 1.1. Let us scrutinize this promise:

(a)

(b)

(©)
(d)

Sections 1.4 and 1.5.1 showed how to specify syntax-based decoders in the pre-
liminary framework. Our decoders were mostly inspired by Hiero, as are SMT
systems to this day [14]. That being said, current research in SMT is largely con-
cerned with discovering and selecting useful feature functions. The three features
that we covered are not representative of the state of the art; the framework may
need amendments for supporting contemporary features.

We convinced ourselves that our specifications were readily effective from the out-
set. To this end, we treated each operation in isolation and gathered a suitable
closure result. As a whole, the closure results imply a 1:1 translation of a spec-
ification into a (composite) algorithm. The preliminary version still forced us to
provide small constructions ourselves; the full version is supposed to fix that. For
the next refinement steps — the efficient specification and the computer program —
it is yet to be shown that the same per-operation approach works.

The closure results imply that said composite algorithm is correct.

We exploited the theory of weighted tree automata and related devices in Sec. 1.4.
We saw potential for developing the theory in Sec. 1.5. The three main contribu-
tions of this thesis (Chs. 3—5) underscore the viability of the framework, both as a
specification mechanism and as an interface between theory and application.

In the following sections, we consider the full version of the framework, and we dis-
cuss further ways of developing both said theory and the framework itself. In particular,
we gather preliminary evidence that the per-operation approach may be successful for
said refinement steps.

6.1 The algebraic framework, full version

The full version of the algebraic framework capitalizes on semiring homomorphisms
and the multiset semiring. Let us define the multiset semiring, as well as several useful
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homomorphisms. For this, let S = (S,[, 1) be a monoid. A (finite) multiset (over
S) is a mapping u: S — N such that {s | us # 0} is finite. We denote the set of
all finite multisets over S by N(S). We define (1.): S — N(S) by letting (1.5)s = 1
and (1.s)y = 0 for s # s'. The (multiset) Cauchy product - is the binary operation
on N(S) such that (u1 - u2)s = Y ¢ o e8: smsymsy (U1)s1 * (U2)s,. The semiring N(S)
of (finite) multisets over S is (N(S), +, -, 0, 1.1), where + is the conventional addition
applied pointwise. The mapping (1.) is a monoid homomorphism from S into the
multiplicative monoid of N(S); and if S is commutative, then so is N(S).

Let S’ be a monoid and h: & — S’. We define h*: N(S) — N(S’) by letting
h¥(w)y = Y. p(sy—s Us- Then hf: N(S) — N(S') and (hg o hy)¥ = hf o hf (see
Lm. 6.1.1 below). Now let S’ be a semiring whose multiplicative monoid is S. Then
the semiring N(S') of multisets over S’ is N(S). We define hg/: N(S) — S with
hs'(u) =3 "cs5 2 ;. 0<jcu, 5- Then hgr: N(S') — &' (see Lm. 6.1.2 below), and we
call it the S’-aggregation homomorphism.

Let I' be an alphabet, S a semiring, and M = (Q, R, u,v) a WTA over I" and S.
We define the WTA 1.M over I" and N(S) by letting 1.M = (Q, R, (1.) o u, (1.) o ).
The m-meaning of M is [1.M]. The m-meaning of a WSA/a productive WSTSG is
defined analogously. Let us develop some intuition for the multiset semiring and the
m-meaning. Since (1.) is a monoid homomorphism, we obtain that (d) 1 )o, - 1.v4 =
1.((d),, - vq) for every d € DI(M). Hence, thanks to the multiset semiring, [1.M](¢)
tells us how many runs with weight s contribute to [A](¢). Of course, this information
is sufficient to compute [M](t) itself; formally, hs([1.M](t)) = [M](¢). Intuitively
speaking, the multiset semiring allows us to expose the runs to the meaning, and this is
exactly what we were looking for in the closing remarks of Sec. 1.4.

Let I be a set, S, S’ semirings, and h: S — S’. We define h’: ST — (S')! by
letting 2°(u); = h(u;). If h: S — S, then h*: ST — (S')! (proof omitted). Note
that (hg o hl)b = h% o hbl. Forevery d € N, d > 1, and v € R?, we define the unary
operation (-u) on R? by letting (-u)(u’) = u’ - u, where - is the inner product. This
operation is a homomorphism from the multiplicative monoid of Arct? into itself. Here
we do not distinguish between Arct! and Arct. For every j € {1,...,d}, we define

inéd) : R — R? by letting

— 0 lfT = —0Q0,
in{(r)y ={r ifr#-00,j=7,
0 otherwise.

Then z’ngd) : Arct — Arct?. This concludes the general definitions.

The full version of the algebraic framework is constituted by the operations of the
preliminary version, as well as all operations of the form h”, provided that the underly-
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ing semirings are commutative.

In order to illustrate the framework, we rephrase (1.3). For this, let G be an STSG, p
a probability assignment for G, 0 € R3, and 6 = (01,02, 603). Moreover, let G’ be the
WSTSG over X and Real that is obtained from G by using the weight assignment 1,
let M be a deterministic WSA with [M](e) = P.m(e), and let M’ be a bu-det WTA
with [M'](t) = P(t | yd(t)). Since N(Real) is not complete, we additionally require
that G’ be productive. We claim (without proof) that

7 = (haet o ((01) 0 log)?) ([L.G']) . (6.1)
wim = ((-62) o log)”([M]) , (6.2)
op = ((-03) olog)’([M]) (6.3)

where, via composition, hayct o ((-0;) o log)*: N(Real) — Arct.

We show that the specification is again effective. To this end, we enhance the notation
of our classes I, £, T, and their subclasses by adding the underlying semiring as a
superscript. We introduce the five classes

Kéree = {9 | ¢ € K%, ¢ is the meaning of some deterministic WSA} ,
Liree = {¢ | ¢ € L5, ¢ is the meaning of some bu-det WTA} ,

IC%‘;LC = {¢ | ¢ € KNS is the m-meaning of some deterministic WSA} ,
Eiéﬁlo = {¢ | ¢ € LN is the m-meaning of some bu-det WTA} ,

7:nNS<}SS>G = {7 | 7 € TVS) 7 is the m-meaning of some productive WSTSG} .

Table 6.1 lists results about the computability of the additional operations. For the
second section of the table, we merely switch from “meaning” to “m-meaning” without
touching the underlying device. For the third section of the table, we perform the
corresponding constructions from Tab. 1.2 on the underlying device (over S); note that
the determinism requirement in E%‘l?ec is crucial for ®, <, and >. For the fourth
section, we perform ¢” on the underlying device.

The entries referring to ¢” in the first section of the table deserve some discussion.
Although it seems plausible that the semiring addition is immaterial for deterministic
devices, caution is in fact advised: when there is no run, then the empty sum (the
semiring zero) comes into play, and g need not map the zero of S to the zero of S’. We
can recover the closure result in two ways:

e Either we simply require that g(0) = 0. This property holds for g = log, but
not for g = (1.), because multisets distinguish between 1.0 (“exactly one run; its
weight is 0”) and 0 (“no run”). For our application above (pf M and pp), we can
as well use a variation of (1.) that maps 0 to 0.

169



6 Conclusion

operation closure/restrictions publication complexity
R Kg.. — Kiee [17,Lm.3] O(r)
h Kree = Kiree [17,Lm.3] O(r)
n LR = Liec [17,Lm.3] O(r)
% Liree = Lirec [17,Lm.3]  O(r)
h T — Térsg [17,Lm.3] O(r)
° Kree = deléec (conjecture)  O(r)
’ LShee = Lo (conjecture)  O(r)
(1.)° Koo = Kﬂéﬁlc (conjecture) O(1)
(1. Lo = Cifﬁ?ec (conjecture) O(1)
(hs)® 7;nNS<}SS>G — Térsa (conjecture)  O(1)
1. ¥ — ICES{;LC (conjecture) O(n)
Yd~! ICES‘;?:C £§fﬁ?€e (conjecture)  O(p*)
©) ﬁigﬁéc X Cigﬁlc (conjecture)  O(ry - 72)
ST U A S o Lm.3.32) O(ry-pk?)
> Tl x LN Lm.332) O(r - pkt)
(g%)° IC%‘;LC — ICSIQ‘EQC (conjecture)  O(r)
(g%’ Eigﬁéc Eiggc (conjecture)  O(r)
(g%’ 7ﬂ<}gs>c 7:55(}95% (conjecture)  O(r)

where S and S’ are semirings, h: S — S’,and g: S — S5’ is

a monoid homomorphism from the multiplicative
monoid of S into the multiplicative monoid of &’

Table 6.1: Computability of operations, continued from Tab. 1.2.
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o Or we preprocess the given WSA or WTA: roughly speaking, we add a sink state
and, where necessary, transitions of weight 0. This intrusion does not affect the
meaning, but it guarantees that there is exactly one run for every string or tree, so
that empty sums are ruled out.

As in Sec. 1.4, let us now use the framework according to its purpose and specify a
new decoder. We let x; = ((z’ng?’) olog)?)” and define

Dy: Touheal o jellifteal) o plifeal) L RS 5 BF Dao(r, 0, ¢, 6):

m

£+ best(Yd(m2 ([haret © (-0)*(¢0)))) , where (6.4)
po = (YA'(1.f) @ x3(¢")) <xa(r) > Yd ' (xa()) -

This specification enjoys the nice property that, by a minor change, we obtain a decoder
in the spirit of D, of Sec. 1.2, which selects the translation with the highest aggregate
score. The change consists in replacing haret by AReal © exp. Be advised that, like I,
the resulting decoder is NP hard.

We conclude this section by providing the two promised lemmas and by discussing
the prospects of “infinite multisets”.

Lemma 6.1.1 Let S,S’,S" be monoids and h: S — S'. Then hf: N(S) — N(S).
Moreover, lethy: S — S', hy: 8" — S". Then (hy o hy)f = hg o hq.

PROOF. For the first statement, only the multiplication is somewhat tricky. We derive

[P (1) - h¥(ug)] s
=Ygt sy sy sy, (1) g - hE(u2)y,

= Dot s sy sy, (Dosys sn)ms; (W)s1) * (Dsy: h(sa)sy (U2)s2)
= D s sl s smsl sl Dusy: h(s1)=s] Dasa: h(sa)—s) (U1)s1 - (U2)s,  (distributivity)
= D8 sl s, S/ =h(s1)E h(s2)h(s1)=s] h(s2)=sh (U1)s1 * (U2)s,

= D8l sl s, 8/ =h(s1Es2)h(s1)=s] h(sa)=sh (U1)s1 * (U2)sy

= 231,52: s/:h(slm32)(ul)51 (u2)s, = 23,31,32: h(s):s/,s:SﬂIISQ(ul)Sl “(u2)s
=) h(s)=s 231,52: s=s51Es2 (u1)s, - (u2)s, = hﬁ(ul SUg)y

For the second statement, we derive

(h2 o hl)ﬁ(u)s” = Zs: ho(hy(s))=s" s = Zs’,s: ho(s')=s" hy(s)=s"Us
= Zs/: ha(s")=s" Zs: hi(s)=s' Us = Zs’: ha(s")=s" h% (u)s = hg(hg(u))s” . u
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Lemma 6.1.2 Let S be a semiring. Then hs: N(S) — S.

PROOF. Let h = hs. We have that h(0) = 0 and h(1.1) = 1. For every j € N, let
[1={7"10<j <j}. Wederive

h(ur +u2) = 3 2oes 2 jef(un)ot(ua)s] &

= D ses 2ojefshx{1hx((un)s]ufs}x {2} [(uz)s] § ()

- Zjeuses({s}x{l}x[(unslu{s}x{z}x[(uzm) y

- ZJ'G(Uses{s}x{l}x[(ul)s])U(Uses{S}X{Q}X[(Uz)s]) 5

= (ZjeU,estsrx i@ ) T (Cjeu,cstsr <2px(u] ¥)
= (Cses Zjefspx{irxlwn)s) 8) T (ses 2o je(sh 2 [(ua)s] 5)
= (Cses Lielung 3) T (Coes Xief(ua)e 8) = Mlur) + hluz) .
Next, we derive

h(ui-u2) =3 s Zje[(ul-ug)s] s

= D00€5 DUelS, ayes: amnyong (W)er-(u2)sg] S

= 208 2uel,, upes: ooy (51} x Lo bx[(un)sy X [(u2)sg] 5

= De1e8 2058 1€l s amayong Lot szl x[(un)sy X [(u2) ] 3

= 25165 ZSQES ZSGS: 51-89=S8 Zj€{81}><{52}><[(’u1)31]><[(UQ)SQ] s

= Dsie8 Lsnes orel(un)ey] 2o} x s} x (7 hx[(un)ey] 517 52

=2 se8 Zje[(ul)sl} D sses Zje{(uz)sz} 5152

= 2ies jelun)ey) (517 Lsnes 2ojel(us)sy] 52)

= (Caies Zjetuna] 51) - (Zoes Xjef(ua)y] 52) = h(wr) - hluz) . m

Let S be a complete semiring. We let Noo = N U {oo}. A multiset over S is a

mapping u: S — Ng; we denote the set of all multisets over S by N, ((S)). Note
that this is a generalization of the finite multisets over S. Recall that (N, +,-,0,1)
with conventional addition and multiplication is a complete semiring. The semiring
Noo ((S)) is defined in the same way as N(S), and it is complete. The definition of an
S-aggregation mapping transfers to the new setting easily — unlike Lm. 6.1.2.

In fact, we can not readily prove that hs is a complete semiring homomorphism,
even if S is complete. To see this, we inspect (x) of the proof. There we switch the
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index set of the innermost sum:

[(wa)s + (u2)s]  ~ ({s} x {1} x [(ua)s]) U ({s} x {2} x [(u2)s]) -

Here either both sets have the same finite cardinality, so the corresponding sums co-
incide, or both sets are countably infinite, and the sums coincide as well, because the
infinitary sum is invariant with respect to renaming of index elements. When we try out
the same technique to prove A (Y, ; u;) = >, h(u);, we are faced with

Dier(ui)s]  ~ Usertst > {i} x [(ui)s] -

Here the following case can occur: the left set is countably infinite, while the right set
is uncountable. Then the sums need not coincide. However, it should be possible to
recover the result by considering countable multisets and “countably complete” semi-
rings throughout, for countable unions of countable sets are again countable (assuming
the axiom of choice). Or, should one be so inclined, one might try and define multisets
where the multiplicities are cardinal numbers.

6.2 Outlook

Throughout this thesis, we encountered open problems. For instance, some entries in
Tabs. 1.2 and 6.1 are marked as conjectures; they should be looked into. It was sug-
gested to investigate variable-deleting WSCFTGs (Sec. 3.5) and IRTGs with deleting
homomorphisms, to study the input product for yXHGs and WSCFHGs, to examine
binarization-friendly WSCFHGs, and to work on the problem of rank-optimization (all
Sec. 4.7). One might also consider determinization of non-acyclic WTA over non-
extremal semirings (Sec. 5.6). Finally, it would be interesting to replace the concept
of complete semirings by the concept of countably complete semirings, and to show
whether Lm. 6.1.2 can be generalized to countable multisets.
In the remainder, we consider how to extend the algebraic framework.

6.2.1 An n-best operation

Our definition of a decoder as a mapping D: Q — EF is closely tailored to its appli-
cation for translation: we assume that some “good” w is known, and we translate any
sentence f by computing D(w)(f). From this idealized perspective, the inner work-
ings of D — e.g., the flow of information through the defining expression of D — are
irrelevant, and therefore these inner workings are not exposed in the type of .
However, during development it is likely that a decoder does not meet our expecta-
tions. That is, it performs poorly on a test sentence, as measured by our professional
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intuition. Simply put, we feel that the translation selected by best is bad. It is natural
to ask whether the argument WSA of best offers a better, yet lower-scored translation.
Maybe our defining expression of D needs a revision. Or maybe w was not so good
after all, and we can spot a problem with our training procedure.

An established diagnostic tool for this situation is the list of n best runs of said WSA
[70, 94]. This list is also used to finitely approximate the meaning of the WSA: for
instance, many training procedures work on this list, in particular, to select the feature
weight vector (cf. [150, Sec. 4], [43, Sec. 2], [92, Sec. 2], [84, Sec. 2]).

In our algebraic ideology, we express the computation of the n-best list as an oper-
ation on the meaning level, and we already have the right notions at our disposal: the
multiset semiring and the m-meaning. In order to keep the presentation simple, we let
S be Arct or Real.

Letn € N and I a set. We define nbest: No (S)! — N(S)’, also denoted ], as
follows. Let ¢ € N(S >I. Using the pointwise extension of <, we define

Cn, @) ={¢' | ¢ €N, s es @ (0)s <’ < 0},
nbest () = argmax rcc(n,,) 2icr hs(¢'(9)) -

With this operation, we can express the n-best list for Do (7, o, ¢, 0)(f) as

[Yd(ma ([(0)(90))],, - (65)
Transferring the m-meaning from N(S) to N, ((S)), we define the six classes

oo (S)

mRec
Eiffegs» = {¢| ¢ € LN, is the m-meaning of some WTA} ,
7IHSOTO§<E;S D = {r | r e TN~(S) 7 is the m-meaning of some WSTSG} ,
K ={p | e kS {i| oi) # 0} finite} ,
L8 ={p|pe LS {i|pi)+#0} finite} ,
TS = {r | 7€ TS {i| 7(i) # 0} finite} .

= {¢| ¢ € KN<ES) o is the m-meaning of some WSA} ,

Table 6.2 shows computability results for nbest. Let us briefly sketch the idea behind
the second section in the table on the basis of the string case. We convert the underlying
WSA M into a WSA M’ with weights in 1.5 such that [[M]],, = [[M']], as follows.
For every transition whose weight v is not in 1.5, we introduce at most n “dummy”
states, corresponding to the n best entries in u, we remove said transition, and for
each dummy state, we introduce a transition from the original source to the dummy,
reading the original symbol with the appropriate weight in 1.5, and we a introduce
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operation closure/restrictions publications complexity
nbest Kol NS [94, 28] ()
nbest Lol pHE) (4 [94, 28] (®)
nbest  TocedS) 7N 4y [94, 28] (©)
nbest ICRN; “r ICfm , (1) (conjecture) @)
nbest  Lpoe®) 5 £ (1) (conjecture) ?
nbest TSTE"G«S» — T ﬁn ,(T) (conjecture) @)

(@) O(r+p-n-log(r+n))

Table 6.2: Computability of operations, continued from Tab. 1.2.

an e-transition from the dummy to the original target with weight 1.1. Instead of e,
the latter transition can also read some special symbol; then we have to postprocess
[[M']], accordingly in order to arrive at [[M]],,.

As for the effectiveness of (6.5), we observe that Tab. 6.1 lacks entries for Yd and
for my. For these, we can keep using Tab. 1.2 via the trivial inclusions

LN o NUS) ¢ e (S)

mRec ec Rec ’

N(S N (s
A S<TS>G < 7;T<SG < 7’STSG ) :

m

6.2.2 Reranking and crunching

The refinement step from an effective specification towards an efficient one usually
involves introducing approximations. To that effect, n-best lists can be used.

For instance, if the computation of D, is being held up by the output product, then
we could use the following alternative of ¢q:

eh= (YA (L) @ xa(¢) <alm)] > Yd (xal9)) -

Now the output product acts on a finite weighted tree transformation, which makes it
cheap for reasonable n; in fact, we merely rerank a finite list. Therefore, this approxi-
mation technique is called reranking.

Another technique is crunching (cf. [134, Sec. 5.1], [121, Sec. 2.4]). As mentioned
below our definition of Dy, we obtain a decoder that sums over ASTs by replacing hact
by hReal © expﬁ, and that decoder is NP hard. We define the decoder I, with the same
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parameter space and with

Dy (7, . ¢/, 0)(f) = best(hpeq (| Yd(m2([[exp o(-0))F]" (0))) )
Here the aggregation homomorphism can be imagined as “crunching” a finite list. Evi-
dently, computing best of a finite weighted string language is trivial.

6.2.3 Relatively-useless pruning

Reducing a WSA to a finite list of runs, nbest is a quite drastic and crude measure. In
contrast, pruning refers to a class of more refined techniques, which merely reduce the
number of states or the number of transitions in one way or another.

For instance, relatively-useless pruning (RUP) [93, Sec. 4.3] is based on evolving
the useful/useless dichotomy for transitions that we established in Sec. 2.4.5. Let M =
(Q, R, i1, qo) be a WTA over ¥ and Arct in root-state form. We define the utility n(p)
of a transition p € R as the highest weight of any complete run that contains said
transition, i.e.,

n(p) = max{(d) | d € DY (M), 3w € pos(d): d(w) = p} -

In [93], the utility is called merit, and it is computed efficiently using the inside and
outside weights of M (where the former correspond to the mapping F' of Lm. 2.4.7).

Clearly, a useless transition has utility 0, but not vice versa. We also consider the
highest weight of any run

1o = max{(d) | d € DE(M)} = max{n(p) | p € R} .

For RUP, we let 6 € R=". We construct the WTA drup(M) from M by dropping
every transition p with g — n(p) > 0. We observe that

{d]d e DB(M), (d) > g — 6} C DY(rup(M)) € DR(M).  (66)

where the second set may still contain runs with weight below 79 — §. It is hard to
estimate, without inspecting R, the number of dropped transitions, and thus the gain in
efficiency of subsequent operations. We may need to try different values of § until we
find a practical trade-off between accuracy and efficiency.

Let us attempt to express RUP on the m-meaning level. For this, let I a set. A §-rup
mapping is an operation drup: No (Arct))! — Noo ((Arct)! such that

s < drup(p) < ¢, (6.7)
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where s € Ny, ((Arct))! with

osi)e = o(i)s ifs>so(p) =4,
B 0 otherwise,

so(p) = max{s | Ji: p(i)s # 0} .

The inequations (6.7) model (6.6). This definition of a d-rup mapping is permissive:
for instance, it includes the identity on N ((Arct))’. It is unclear how to narrow down
the definition, because the identities of the runs and their interdependencies via the
transitions are masked on the m-meaning level. For use in decoder specifications, we
let drup be a d-rup mapping; and we stipulate that it be the one that the (fictitious,
potential) implementation of choice provides.

6.2.4 Cube pruning

In the strict sense [39, 81, 82], cube pruning is an algorithm that explores a certain
weighted hypergraph under a limited-memory restriction concerning the number of
nodes. Roughly speaking, this weighted hypergraph encodes the output-product con-
struction of an acyclic WSCFG and an n-gram model. In the broad sense [25], which
we adopt, cube pruning is a general technique for approximating product constructions
such as the output product, the input product, or the Hadamard product, when at least
one operand is given by an acyclic device.

Although a detailed formal account of this technique is long overdue, it would go
beyond the scope of this text. Suffice it to say the following. Since cube pruning is very
operational in nature, it cannot be easily expressed as an operation on the m-meaning
level. As was the case for RUP, one can probably only give a very permissive (or
even vacuous) definition; for instance, one that does not reflect the limited-memory
restriction. It may turn out inevitable that we supplement the formal definition with
informal requirements that refer to the automata level.

6.2.5 Support for more feature functions

We have considered four features: one that is induced by a probability assignment, one
that incorporates a language model for English, one that counts the number of words
in the English string, and one that incorporates parsing probabilities for French. Each
feature can be regarded as the composition of an “adapter mapping” and a “substance
mapping”; for instance, in the setting of Sec. 1.3, we observe that

¢LM = (logoPLM) o (ydo h2 o 7TF) ,
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where yd o hg o 7p is the adapter and log o Py caters for the substance.

For these features, the substance is either a probability assignment or the meaning
of some grammar; and the adapter is either the identity, or it refers to the French side
(via hy), or it refers to the English side (via ho). We could transfer these features into
the algebraic framework easily, by using a WSTSG, by using the input product, or by
using the output product, respectively.

Current SMT systems use features that depend on both the French and the English
side, e.g., the feature 79 o ad with

adZTR%TEXTE,
ad(d) = (h1(7r(d)), ha(7r(d))) »
T0: TE X TE — R ,

To(t1,t2) = {

1 if ¢; contains NN(katze) and to contains NN(cat),
0 otherwise.

In order to incorporate such a feature into the framework, we need a subclass 7/ C T
such that (i) 77 contains 7y (and the like) and (i) 7 € Tsrsg, 7’ € T’ implies 7 © 7/ €
Tstsg, where we use the Hadamard product in the general sense of Sec. 2.3.2.

For instance, one might define the notion of a “duplex WTA” M that basically con-
sists of two WTA M; and My, but it has a central root-weight mapping v that acts
on the product state space. Then the meaning [M] of M would be the weighted tree
transformation defined by

[M](tr, t2) = 341 40) [t1]an (1) - [t2]ar(q2) - (a1, g2) -

The author conjectures that the class of meanings of WSTSGs is closed under Hada-
mard product with meanings of duplex WTA, which includes 7.

6.2.6 Improving the learning curve

Evidently the framework incorporates a great many concepts, and its current form is
closer to a proposal than to a product. Furthermore, the presentation in this thesis is
geared towards researchers who may work on the framework itself, rather than towards
practitioners. As a result, this thesis fails to achieve Objective (e). However, that does
not mean that the framework inherently defies an instructive presentation.

Already, the “native” specifications in (1.4) and (6.4) are rather concise and instruc-
tive. We can make them more palatable by introducing a few conventions, e.g.,

e we omit the Yd ™!, the #, and the b,
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e we abbreviate (-0)(7) by 7 - 6, and

o if S = N ((S')), then we define best = best o hg (this definition is not circular
because the semiring is being switched).

Thereby we reduce redundancy, which is warranted because decoder specifications will
consist of a number of established stereotypes. Metaphorically speaking, decoder spec-
ifications will usually be variations on a well-known theme.
Now D can be expressed by
Dsy: 7'NS<$SQSI> X KEE&??D X ﬁiéﬁiiw x R? = EF, Do(r,0,¢,0):

m

£+ best(Yd(ma ([xa(1.f © ¢') < xa(r) B x2(e)] - 0))
and we can attach a casual narrative to this specification, e.g.,

We take the tree transformation (7), the target language model (¢), and the
parsing model (’); we intersect the parsing model with our sentence (f);
we convert all weights into vector form; we combine the three pieces; and
we incorporate the feature weight vector. It remains to project the resulting
transformation to the output string language and find the translation with
the highest score.

It is an interesting open question whether the algebraic notation can be taught to a
practitioner by means of a collection of pairs (example, narrative), without delving into
concepts such as a multiset semiring, a complete semiring, or a closure result.

6.2.7 Formal syntax and term rewriting

So far, we were content with treating specifications informally. For instance, when we
sloppily refer to “the defining expression of Dy (7, 0, ', 0)(f)”, we mean the mathe-
matical expression shown in (6.4). In contrast to a tree over A, this expression is itself
not a mathematical object, i.e., we cannot use mathematics to describe its properties or
potential transformations.

The informal treatment got us very far, for we could in many cases prove that a speci-
fication is effective, using tables such as Tab. 1.2. However, these proofs still amounted
to manual labor. If we are to automate these proofs, to implement a specification in
a programming language, or to build an integrated development environment (IDE)
for our specifications, then there is no way around a formal treatment, either in said
programming language itself or in a more abstract framework.

One possible framework is the initial-algebra approach of [86, 85]. As mentioned
in Sec. 1.6, we may view our algebraic framework as a many-sorted algebra over a
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suitable signature and a specification as a term (read: a tree) over this signature. By
considering additional algebras over the same signature, we obtain other meanings of
the same term.

This way, we can, e.g., transform the term into a term over a more elaborate signature
that captures a lower-level view. In this view, the meaning [G]’ of a WSCFTG G (cf.
Sec. 3.2) could be represented directly by the weighted tree language [G] of center
trees. For example, a term that represents best(Yd(m2([G]’))) might be transformed
into a term that represents best(Yd(h2([G]))).

Simple relationships, such as (for S = Arct)

best o Yd = yd o best , best o hg = hg o best ,

can be encoded as formal equations and interpreted as rewrite rules, so that we may
automatically rewrite

best(Yd(h2([G]))) ~» yd(best(h2([G]))) ~ yd(ha(best([G]))) .

which improves the runtime because yd is cheaper than Yd and hs9 is cheaper on a
single tree than on a weighted tree language. It is an interesting question whether this
kind of automatic rewriting is important to achieve state-of-the-art performance.

6.2.8 Implementation and tooling

Next to the initial-algebra approach, the programming language Haskell can be used to
formalize the algebraic framework. In fact, a rudimentary precursor of the framework
has been implemented as a Haskell library called Vanda [26, 23]. A key feature of
Haskell is its evaluation strategy, which is called lazy evaluation. It is conceivable that
during the evaluation of an operation such as best, only a part of the argument WSA is
being explored, so it might be prudent to construct said WSA lazily, i.e., on demand.
Note that a conventional decoder implementation typically uses a monolithic algorithm
that is highly “hand-optimized”, and that interweaves the operations and thereby saves
redundant calculation. It is an open question whether lazy evaluation indeed helps
attaining the performance of conventional decoders.

Having a formal language for specification also paves the way for tooling. For in-
stance, we can build an IDE for decoder specification that represents the defining ex-
pression of a decoder graphically as a workflow diagram (Fig. 6.1). Indeed, the devel-
opment of such an IDE had been begun under the name of Vanda Studio [26, 23]. This
program turns the graphical specification into a Haskell program that uses the Vanda
library. However, the focus of Vanda Studio has recently shifted [24] from algebraic
specification to the integration of conventional tools and systems such as the Berkeley
Parser [155], GIZA [151], or Moses [111].
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Decoder

literal[cn2] | E
Hj_\— ToWSA . getOutputstring ——, Sink
j—r Input Product EBest Deriv |

literal[scfg]

|

makeFeature

literal[scfg] 1]_,-

dd,

Figure 6.1: Graphical rendering of a decoder in Vanda Studio (taken from [23]).

It should be an interesting task to extend Vanda and Vanda Studio to cover the alge-
braic framework.

6.2.9 Context of decoder development

A decoder is only one component of an SMT system, and the best decoder is worth
nothing without a training procedure and neat parallel corpora. Rule extraction is par-
ticularly crucial in this respect because it has to be tailored to the grammar formalism
in question. It would be interesting to investigate the merit of the algebraic framework
for the SMT system as a whole.

At any rate, if the algebraic framework is to gain the respect of practitioners, it has
to be applied in the development of a competitive SMT system.
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Index

abstract syntax tree, 6

score, 7
active index, 65
aggregation homomorphism, 168
agreement

of w-assignment and run, 65
algebra, 32

domain, 32

of hedges with substitution, 119

of strings, 117
algebra of hedges, 119
alphabet, 27
assignment
state assignment, 56
w-assignment, 65
weight assignment, 36
AST, see abstract syntax tree

b-rule, see binarization rule
base item, 63, 64
active index, 65
order, 77
base-item tree, 61, 65
order, 77
bdom, see binarization mapping,
binarization domain
binarization, 83
best-effort, 96
compatible, 93
of arule, 92

of a rule under b-rules, 112
rank normal, 92

binarization hedge, 97, 103

under b-rules, 112

binarization mapping, 83, 96

binarization domain, 96
complete, 84, 96
rule-by-rule complete, 84, 96
total, 84

binarization rule, 85, 106

admissible, 116

complete on a formalism, 116
complete on a grammar, 113
over an algebra, 106

block, 25
bpos, 63
bullet position, 63

immediately-right-of predicate, 64
left-of predicate, 64

operations, 64

order, 64

canonical sort

of a set sequence, 110
of a tree sequence, 97

canonically sorted, 97
Cartesian product, 25

generalized, 26

Cauchy product, 168
center tree, 6, 50, 86
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Index

type conformant, 51
chain, 28
comparable, 28
composite, 58
composition, 45
composition item, 58
concatenation, 27
congruent, 100
context, 30
control alphabet, 86
countable, 26
countably infinite, 26
critical vector, 154, 157
crunching, 175
cube pruning, 8

decoder, 3

decoding, 3, 8

deductive system, 68

derived tree pair, 50

determinization, 143
unranked, 163

eligible

for a canonical sort, 97, 110
embedded tree homomorphism, 50
equivalence class, 29
equivalence relation, 27
evaluation, 3
extended multi-bottom-up tree

transducer, 10, 46

factorization, 134
maximal, 134
trivial, 135
family, 26
index set, 26
fcu, see weighted tree automaton,
finitely cycle unambiguous
feature, 6
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parsing, 10
finite tree automaton, 37
fixpoint, see mapping, fixpoint
fixpoint theorem, 28
formalism, see grammar formalism
fragment, 100
FTA, see finite tree automaton

generational behavior, 85
grammar formalism
admissible, 116
complete, 116
in IRTG terminology, 115
normal-form mapping, 115
greatest bound, 28

Hadamard product, 34
hedge

tree sequence, 116
hedge algebra, 119

with substitution, 119
hedge-to-string transducer, 122
homomorphic extension, 32
homomorphism, 32

aggregation homomorphism, 168
ht, 30

inference rule, 68
infimum, 28
infinitary sum operation, 35
initial-algebra semantics, 40, 85
injective, see relation, injective
input product, 45
inspection, see variable inspection
interpreted regular tree grammar, 85,
86

admissible, 86

compatible, 93

control alphabet, 86

normal form 1, 88



Index

normal form ¢, 115
IRTG, see interpreted regular tree
grammar
item, 65
invalid, 66
type, 65
valid, 66

language, 27
language model, 6
least element, 28
linear model, 6
loss function, 8
lower bound, 28

m-meaning, 168
machine translation, 3
statistical, 3
mapping, 25
extension, 26
fixpoint, 26
iterate, 26
preimage, 26
restriction, 26
MBOT, see extended multi-bottom-up
tree transducer
meaning
grammar formalism, 115
IRTG, 86
weighted synchronous
context-free tree grammar, 51
weighted tree automaton, 39
MERT, see minimum error-rate
training
minimum error-rate training, 8
model
linear, 6
models relation, 66
monoid, 33

additive, 33
commutative, 33
multiplicative, 33

n-ary mapping, 27
binary, 27
nullary, 27
ternary, 27
unary, 27

n-ary operation, 27

n-best list, 174

n-fold product, 27

n-tuple, 27
pair, 27
quadruple, 27
quintuple, 27
triple, 27

operation, 27
associative, 27
commutative, 27

order, 27
w-complete, 28
lexicographic, 29
linear, 28
pointwise, 29
total, 28

ordered set, see poset

output product, 45

parallel corpus, 3

parsing feature, 10

partial mapping, 25
domain, 26
image, 26
range, 26

partition, 25

pos, 30

poset, 28
w-complete, 28

205



Index

linear, 28

total, 28
position, 30

above, 30

strictly above, 30
powerset, 25
product WSCFTG, 56

quotient set, 29

rank
of a grammar, 83
ranked alphabet, 32
binary, 32

RCBM, see binarization mapping,

rule-by-rule complete
realization mapping, 32
recognizable
tree language, 39
weighted tree language, 39
relation, 25
antisymmetric, 27
binary, 27
functional, 25
identity, 26
injective, 25
inverse, 25
left-total, 25
product, 25
reflexive, 27
surjective, 25
symmetric, 27
transitive, 27
well founded, 27
reranking, 175
rk (rank)
of a position, 30
of a symbol, 32
of an IRTG, 86
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root state, 37
root-state form, 37
root-weight mapping, 36
rule
of an IRTG, 86
transition rule, 36
rule extraction, 7
run, 38
complete, 39
on a tree, 39
order, 41
partial run on a tree, 39
proper, 39
g-run, 39
recursively victorious, 138
root state, 38
terminal tree, 38
victorious, 138
weight, 38
run family, 141
admissible, 141
root, 141
state number, 141
victorious, 141
run semantics, 38

SCFG, see synchronous context-free
grammar

score, 7

search space, 154
compressed, 154

semantic term, 86
congruent, 100

semifield, 33

semiring, 12, 33
addition, 12, 33
Arct, 12, 34
arctic, 12, 34
Boolean, 34
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commutative, 33
complete, 12, 35
w-continuous, 35
domain, 12
extremal, 34
formal-language semiring, 34
locally finite, 34
multiplication, 12, 33
naturally ordered, 34
Real, 12, 34
tropical, 34
Viterbi, 34
zero-divisor free, 33
zero-sum free, 33

sequence, 26
concatenation, 27
eligible for a canonical sort, 97,

110

empty, 27
finite, 26
iterate, 27

SIB(M), 139

TWINS(M), 139

signature, 32

singleton, 25

SMT, see statistical machine

translation

STAG, see synchronous tree-adjoining

grammar
state, 36
productive, 43
reachable, 43
state assignment, 56
state behavior, 85
statistical machine translation, 3
STIG, see synchronous tree-insertion
grammar
string, 27
string algebra, 117

STSG, see synchronous
tree-substitution grammar
substitution
first order, 31
first order (hedges), 116
second order, 18, 31
second order (hedges), 116
supremum, 28
surjective, see relation, surjective
symbol, 27
binary, 32
rank, 32
realization, 32
suprabinary, 32
synchronous context-free grammar, 5
synchronous tree-adjoining grammar, 9
synchronous tree-insertion grammar,
10
synchronous
tree-sequence-substitution
grammar, 9
synchronous tree-substitution
grammar, 9

term, 33
term algebra, 32
term decomposition, 100
term function, 33
training, 3, 7

minimum error rate, 8
transition, 36

input tree, 48

output tree, 48

rank, 36

terminal symbol, 36

useful, 43

useless, 43
transition rule, 36
tree, 29
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binary, 30

height, 30

label, 30

linear, 30

nondeleting, 30

positions, 30

ranked, 32

subtree, 30

suprabinary, 30

unranked, 29
tree bimorphisms, 85
tree homomorphism, 85
tree language, 29

recognizable, 39

weighted, 35
tree-to-string transducer, 9
twins property, 140
type conformant, 51
type safety

of WSCFTG, 51

upper bound, 28

variable

formal, 30
variable inspection, 107
variable tree, 97, 99
vector, 34

w-assignment, 65
weight assignment, 14, 36
weighted synchronous context-free
hedge grammar, 123
weighted synchronous context-free
tree grammar, 47
admissible, 51
input size, 72
productive, 51
weighted synchronous tree-substitution
grammar, 14
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productive, 14
weighted tree automaton, 36
acyclic, 40
associated algebra, 40
bottom-up deterministic, 37
bu-det, 37
classical, 37
cycle unambiguous, 159
finitely cycle unambiguous, 161
proper, 41
reducing, 43
root-state form, 37
run semantics, 38
state number, 141
trim, 43
twins property, 140
unambiguous, 40
weighted tree language, 35
recognizable, 39
weighted tree transformation, 35
WSCFHG, see weighted synchronous
context-free hedge grammar
WSCFTG, see weighted synchronous
context-free tree grammar
WSTSG, see weighted synchronous
tree-substitution grammar
WTA, see weighted tree automaton

yXHT, see hedge-to-string transducer
yXTT, see tree-to-string transducer
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