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In every century people have thought they
understood the universe at last, and in every
century they were proved to be wrong. It
follows that the one thing we can say about

our modern “knowledge” is that it is wrong.

The Relativity of Wrong,
Isaac Asimov,
1988






Abstract

The coupling of computational fluid dynamics and rigid body dynamics promises
enhanced multidisciplinary simulation capability for aircraft design and certification.
Industrial application of such coupled simulations is limited however by computational
cost. In this context, model reduction can retain the fidelity of the underlying model
while decreasing the overall computational effort. Thus, investigation of such coupled
model reduction is presented in this thesis. The technique described herein relies on
an expansion of the full order non-linear residual function in a truncated Taylor series
and subsequent projection onto a small modal basis. Two procedures are outlined to
obtain modes for the projection. First, flight dynamics eigenmodes are obtained with
an operator-based identification procedure which is capable of calculating the global
modes of the coupled Jacobian matrix related to flight dynamics without computing
all the modes of the system. Secondly, proper orthogonal decomposition is used as
a data-based method to obtain modes representing the coupled system subject to
external disturbances such as gusts. Benefits and limitations of the two methods are
investigated by analysing results for both initial and external disturbance simulations.
Three test cases of increasing complexity are presented. First, an aerofoil, free to
translate vertically and rotate, is investigated with aerodynamics based on the Euler
equations. Secondly, a two-dimensional wing-tail configuration is studied for longitudinal
dynamics. Aerodynamics is modelled with Reynolds-averaged Navier—Stokes equations
and Spalart—Allmaras turbulence model. Thirdly, a three-dimensional industrial use
case, which concerns a large civil aircraft, is investigated and longitudinal as well as
lateral dynamics are both taken into account. Overall, reduced order models relying on
both operator-based and data-based identifications are able to retain the accuracy of
the high-fidelity tools to predict accurately flight dynamics responses and loads while
reducing the computational cost by up to two orders of magnitude. If adopted, these
techniques are expected to speed-up aircraft design and lowering certification costs with

the final aim of reduced expense for airlines and, as a consequence, for flying passengers.
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Chapter 1

Introduction

On the 17% of December 1903 the age of powered, heavier-than-air aircraft began [8].
Such epoch was signed by an inexorable development in all aeronautics fields ranging
from sophisticated aerodynamic theories to material improvements [6]. However, it
was also signed by fatal accidents since safety was not a major concern for pioneers
who were developing the ability to fly for the first time. Airworthiness regulations
aiming to promote safer flight were gradually proposed as early as 1919 when the idea
of type certificate was introduced in the United Kingdom with the Air Navigation
Regulations [2], B6]. A century later, meeting certification requirements at any stage of
flight mission is an essential prerequisite to declare any civil aircraft capable of flying [57].
A flight envelope is defined by relating loads to flight speed. As an example, a typical
flight envelope for a large civil aircraft is shown in Fig. where the aerodynamic
loads are related to the aircraft weight and given in terms of load factor.
Certification requires that the aircraft is able to fly safely at any point enclosed by
the flight envelope even if it is subject to external disturbances. One of the critical
conditions to be investigated is represented by gust encounter [57]. It consists of
sudden changes in the wind direction and intensity which alter lift, drag and moment.
Such changes represent the air turbulence and they belong to the category of weather-
related phenomena. Although current numbers of fatal accidents are low [24], gust
encounter can still cause serious problems and lead to fatalities [62]. Gusts represent
the most dangerous atmospheric hazard for large civil aircraft, as shown in Fig.
where wind and turbulence are identified as responsible for the majority of accidents.
When it comes to certification, safety during a gust encounter is ensured by defining
a conventional gust shape called ‘1-cos’ to model the atmospheric turbulence and by
asking aircraft manufacturers to test the aircraft behaviour against it [57]. The ‘1-
cos’ gust shape was born from the idea of discrete gust introduced by Kiissner [89].
Although atmospheric turbulence is a random continuous problem [136], the aircraft
response must be investigated for discrete gusts. In fact, continuous turbulence can

be decomposed in a sequence of discrete pulse excitations [2], 29]. This approach has
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proven to be a good trade-off when compared to continuous models [I58] and the current
regulation is based on the theoretical work presented in [112]. The ‘1-cos’ gust shape is
defined as function of time depending on two parameters, specifically gust length and
amplitude as shown for a vertical (also known as longitudinal) gust in Fig. The
intensity is defined according to altitude, gust length and flight speed [57]. Although the
‘1-cos’ shape represents a mathematical idealisation of natural phenomena, a physical
interpretation is provided. The gust disturbance consists of small variations in the flow
field which can alter either the angle of attack or dynamic pressure [76, Ch. 1]. It moves
towards the aircraft at free-stream velocity and interacts with body surfaces producing
changes in aerodynamic forces. Lift, drag and moment build-up causes vertical and

rotational aircraft motions [76]. As a consequence, the resulting loads are a combination
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Figure 1.3: Shape and defining parameters for ‘1-cos’ gust.

of various effects such as force increment given by the disturbance itself, aircraft motion
as well as the mutual interaction between aircraft and gust.

In practice, certification regulations require evaluations of gust responses for a
sufficient number of gust lengths for each mass case and flight point in order to identify
the worst-case scenario and investigate the aircraft’s limit loads. Nowadays, this is
partly achieved by means of computer simulations which help the design process. The
trend, set by all major players in the aircraft market, is to achieve certification by
analysis in order to reduce time and cost. Regulation authorities work side-by-side with
manufacturers and results from computer simulations will produce safer and cheaper
products. This has been demonstrated for instance in [49, 90]. However, research is still
needed when it comes to high-fidelity gust encounter simulations, particularly if free
flight effects are included to describe physics more accurately. Their main limitation is
represented by high computational cost. Certification by analysis concerning gust loads
and flight dynamics promises to further reduce time and cost of the overall design process,
especially if applied during early design stages in a fast and reliable way. In addition, this
will be an enabling technology for designing novel configurations in the upcoming years.

In the next sections, the status for gust certification by analysis based on simulations
including flight dynamics effects is described and limitations of the current practice
are highlighted. Focus is on aircraft design and the main obstacles to increased use

of this type of high-fidelity simulations are discussed.

1.1 Application Requirements

Current industrial practice for aircraft design relies on low fidelity simulations for gust
loads evaluations. The need for fast results during the design exploration is satisfied with
linear potential aerodynamic methods which offer low fidelity at affordable computational
cost [116]. Flight dynamics effects are usually not included and the aircraft is considered
static, not moving, while the disturbances hit the surfaces [I16]. However, the next
steps towards more accurate gust loads estimation are multidisciplinary simulations

involving aerodynamics and flight dynamics among other disciplines [I31]. This leads to
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multidisciplinary problems which must be addressed with methods developed on purpose.

Two approaches are commonly adopted to couple aerodynamics and flight dynamics.

The first one is based on aerodynamic tables computed with computational fluid
dynamics (CFD) [65]. Such approach is usually adopted to assess flight dynamics
performance as well as to provide physical insight for flight simulators [67), [126] and
its accuracy can be compared to wind tunnel experiments in some circumstances [40)].
Aerodynamic tables include data for aerodynamic forces and moments as function of
state variables such as angle of attack and Mach number. Tables cannot be computed
with CFD in real time because of the computational cost and Kriging interpolation
applied to pre-computed data was proposed as a remedy to lower computational
requirements [146]. This approach is considered quasi-steady since the flight path during
a manoeuvre is pre-defined. This leads to problems when fast motion is involved, as
reported in [I46], because the mutual interaction of aerodynamics and flight dynamics

is computed only at steady state and then frozen.

The second approach relies on the assumption that each discipline involved in the
process requires input which depends on others. Specifically, the interaction is mutual
since flight dynamics states depend on aerodynamic forces and vice versa. This multi-
disciplinary approach is well explained in [37] and summarised in Fig. with a block
diagram. One of the disciplines is advanced in time first and its output is then used
as input for the next block which produces a new output as well. These intermediate
results are used iteratively and they represent a new input for the previous block in order
to obtain results at a fixed time step. The loop is repeated until convergence and the
system then moves to the next time step. Phenomena such as gusts are included in the

aerodynamic block. The resulting system might be computationally expensive if high-



fidelity results are provided by each subsystem. This modular approach has proven to be
reliable in the multidisciplinary context [96] and it will be used as guideline in this work
as well. An example of coupling blocks representing flight dynamics, flexible structures
and unsteady aerodynamics for gust response analysis was achieved, for instance, in [54]
using unsteady lifting line theory in the subsonic regime. Similar solutions were proposed
for gust analysis of HALE (High Altitude, Long Endurance) configurations [35] [127] since
flight dynamics effects are essential to predict accurately those systems’ behaviour. Cou-
pling can also be achieved directly in the linear aerodynamics equations with correction
terms accounting for body acceleration, as suggested in [I10, 119]. Although the work
described so far summarises the industrial practice based on fast methods, it exclusively
relies on low fidelity aerodynamic models to perform multidisciplinary simulations.

Application in the transonic regime requires high-fidelity aerodynamics based on
CFD, which can describe non-linear flow phenomena like shock waves. One of the
earliest attempts to model transonic aerodynamics with CFD for a free-flight test case is
reported in [59] for a fighter aircraft solving CFD Euler equations. The multidisciplinary
model was based on a modular approach composed of two interacting subsystems which
concern aerodynamics and flight dynamics. Simulations were performed advancing in
time and exchanging information between the two subsystems at each time-step. The
need to perform such computations using a computer cluster was the main limitation
reported whereas efficient programming solutions were suggested for the data exchange.
Similarly, an example of a simulation for a manoeuvring aircraft in transonic flow is
presented in [IT5], running a CFD Euler solver alongside a structural modal solver in
a closed loop. The manoeuvre was pre-defined so that time-varying flight dynamics
parameters such as angle-of-attack are imposed onto the CFD solver at each time-step.
A similar approach based on two distinct and interacting subsystems was also applied
in [I08] to cope with large static displacements in transonic flow.

These studies provide an effective way to cope with pre-defined manoeuvres or static
problems but an extension to unsteady gust encounter in viscous and transonic flow is
needed. Although gust disturbances are pure aerodynamic phenomena and they are
included in the aerodynamic block, particular care must be taken when introducing
them in time-domain coupled simulations. For such cases, flight dynamics unknowns
must be calculated at each time-step using the most recent values of aerodynamic forces
which, in turn, depend also on the gust disturbance. Moreover, aecrodynamics also
depends on flight dynamics unknowns, leading to a two-way coupled problem. This
mutual interaction was investigated in [I40] for free-flying aerofoils using CFD based
on Reynolds-averaged Navier—Stokes (RANS) equations and applying two techniques.
First, gust is simulated using a resolved approach. The disturbance propagates starting
from the boundary upwind and reaches the aerofoil by downstream propagation. This
approach resembles the natural phenomenon but it requires a fine and Cartesian mesh

in order to avoid an excessive numerical dissipation of disturbances and excessive cost.
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Figure 1.5: Effects of including flight dynamics when performing gust encounter simulations
(adapted from [I17]).

Such requirements translate into a high computational cost to be paid which makes the
adoption of such solution infeasible for large test cases. The second technique for gust
modelling is called disturbance velocity method and it introduces the gust in the domain
by altering the grid velocity [I09]. It is based on the equivalence between an aerodynamic
body moving in a steady flow and a steady body surrounded by a moving fluid. When
it comes to gusts, the motion of the fluid is defined by the shape of gust disturbance, i.e.
‘1-cos’ . In practice, velocity values at grid points are altered by adding velocity terms
which depend on the intensity of the gust at the specific point. Effects such as loads
alteration and rigid-body motion produced by the gust are simulated but the disturbance
alterations due to the body are ignored. However, good agreement between two methods
was obtained despite the reduced computational cost [140]. Similar results are discussed
in [73] where the disturbance velocity method and the resolved technique are compared
for a lateral gust encounter of a three-dimensional test case. The aircraft was considered
static, i.e. not moving, and matching results are provided for loads only since no motion
is simulated. The disturbance velocity method was exploited in [117] to perform gust
encounter simulation of free-flying aircraft in transonic flow and aerodynamics modelled
with RANS equations. An interesting comparison in terms of load factor for a gust
encounter is shown in this study, and reproduced in Fig. The CFD curve corresponds
to a static aircraft whereas the CFD-FD curve shows results for the same simulation
including flight dynamics effects. Peak values are lowered and the difference A; between
the resulting load factors is clear. This suggests that flight dynamics should be included

for gust simulations in order to avoid overestimation of loads. The additional two curves



labelled CFD-FD-CSM and DLM-FD-CSM show results from simulations including
flexible structures as well as flight dynamics with aerodynamics modelled using either
CFD or doublet lattice method (DLM). The difference A between them highlights the
limitations of the current industrial practice based on DLM and shows the improved
accuracy of the multidisciplinary approach based on CFD. A similar solution based on
coupling modules for CFD aerodynamics and flight dynamics and introducing gust with
disturbance velocity method is adopted in the current work to provide reference data.

With feasibility for an industry-scale adoption of multidisciplinary analyses based
on CFD already demonstrated, the main obstacle remains computational cost. A first
reduction has been achieved using linearised frequency domain (LFD) formulations. For
such methods, the CFD equations are linearised around a steady state and harmonic
excitation as well as harmonic response are assumed. Thus, a complex-valued system of
linear equations is obtained and its solution depends on the excitation frequency. In
practice, responses to harmonic disturbances are obtained solving the resulting linear
system. The left-hand side of such system is composed of the Jacobian matrix arising
from the CFD linearisation with a complex shift to account for frequency and damping.
The right-hand side is defined by the disturbance instead. LFD methods were first
developed for turbomachinery applications involving Euler flows as a short-cut towards
unsteady aerodynamics [69]. Other applications in the aerodynamic field benefit from
LFD [I41] and it has been successfully applied to fluid-structure interaction problems
in the field of aeroelasticity as well [9], [142]. In such cases, disturbances are represented
by structural deformation expressed by means of mode shapes. The complex-valued
interaction terms relating changes in the aerodynamic forces due to structural motions
are then efficiently computed with LFD. The technique was scaled to industrial cases
by improving the solution procedure based on iterative linear solvers with the adoption
of better preconditioning [97] and better algorithms [I56]. The improvements led to
a reduction in the computational cost by an order of magnitude [97]. An interesting
application of LFD is the calculation of dynamic derivatives which are needed for flight
dynamics studies [41]. Traditionally, quasi-steady derivatives were obtained applying a
forced periodic motion to the aerodynamic body during wind tunnel experiments or,
alternatively, dynamic derivatives were calculated with unsteady time-marching CFD
simulations. The LFD formulation allows for a quicker evaluation of such derivatives
as reported in [I50] for an aircraft in a viscous transonic flow.

Recently, LED has been applied to the evaluation of gust loads. In fact, harmonic
disturbances forming the right-hand side of the linear system can represent other
phenomena besides structural motion. In [82] airloads were calculated with the same
tools for both structural deformations and sinusoidal gusts. The phase difference between
different locations in the domain, which characterises the gust disturbance, translates
into complex numbers for the right-hand-side. Gust loads evaluation using LFD has been

scaled to industrial cases and expanded for the ‘1-cos’ gust using Fourier decomposition
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Figure 1.6: Comparison of results produced with linearised frequency domain method and
time-domain method for coupled system (taken from [81]).

in [I7] where a comparison between this approach and the traditional time-domain
formulation is provided in terms of both computational cost and accuracy. It is possible
to exploit LFD for coupled problems including CFD, flight dynamics and structures as
described in [81] for a large civil aircraft subject to gust encounter. In that paper, three
degrees-of-freedom were considered, specifically rigid rotation, vertical translation and a
flexible wing bending mode. Dynamic derivatives relating aerodynamic forces to the
three degrees-of-freedom were calculated as function of frequency using LFD. Similarly,
gust derivatives were obtained by calculating the aerodynamic responses to sinusoidal
gusts and projecting the complex-valued LFD solutions onto the degrees-of-freedom of
motion. Response to a ‘1-cos’ gust is calculated expanding the gust shape in a Fourier
series and superimposing the results. Such methodology produces results matching
the time-domain reference solution as reported in Fig. by plotting the generalised
aerodynamic forces. The methodology represents the extension towards CFD of methods
traditionally based on DLM. However, the computational effort required to compute

the dynamic derivatives with LED and then reconstruct the unsteady response exceed



the cost of the corresponding time-domain simulation by a factor of 6 [81]. Focus of the
study is on the aeroelastic subsystem since results are provided for the flight dynamics,
structural degrees-of-freedom and generalised aerodynamic forces. Paradoxically, most
of the information concerning the flow field, which is included in the LFD solutions
and required a large portion of computational time, is not reconstructed from the
reduced model. An alternative method, which further decreases the computational time
needed by multidisciplinary simulations based on CFD while retaining the high-fidelity
accuracy, is needed for a wider adoption of such tools.

Summarising, it is useful to highlight the link between LFD, dynamic derivatives and
gust predictions which was described in this section by referring to literature studies. The
LFD method enables the rapid computation of flow responses to sinusoidal excitations
with small amplitudes. This is achieved by linearising the CFD equations around a steady-
state and solving them in the frequency-domain. A saving in terms of computational
cost is, thus, obtained. In practice, the resulting aerodynamic forces are complex-valued
numbers which represent the sinusoidal response to the excitation. Dynamic derivatives
are found by relating the output (aerodynamic forces) to the input (the sinusoidal
excitation). Precisely, they are equal to the ratios between aerodynamic force and
the excitation, both expressed as complex numbers. Traditionally, this approach was
employed for sinusoidal structural motions (i.e. pitch rotation, plunge translation,
bending deformation and so on) in the field of aeroelasticy. When it comes to gusts, the
external disturbance is a sinusoidal alteration of the velocity field in the fluid domain.

Overall, high-fidelity aerodynamics is needed to produce more efficient and innovative
aircraft designs but computational cost limits its adoption. Fast methods, which are
able to retain high-fidelity accuracy while lowering the time for simulations, are highly
desirable. In addition, multidisciplinary studies for gust loads evaluation involving flight
dynamics represent a further improvement for simulation fidelity. The application of
fast methods in this multidisciplinary context would combine the benefits of multiple

disciplines and high-fidelity aerodynamics. This aspect is investigated in this work.

1.2 Reduced Order Modelling

In this context, reduced order models (ROMs) of high-fidelity methods represent a
promising approach for simulations coupling flight dynamics and aerodynamics. The aim
is to reduce the system’s complexity while retaining a very similar accuracy of the original
model [I4]. The idea of model reduction has been applied in many fields ranging from
microelectromechanical systems [14] to aerospace applications [135] in order to reduce
computational cost or achieve a better understanding of the system’s behaviour. Often,
reduction techniques are not applied directly to the non-linear full order model since a lin-
earisation is performed prior the reduction. In such cases, linear ROMs are used [14]. In

general, formulations for non-linear reduced models exist and they rely on modelling the
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non-linearities with a polynomial of low degree [14]. However, they are outside the scope
of this work which focuses on linear reduced models instead. A schematic representation
of the most popular model reduction techniques is given in Fig. with a tree-structure.
For sake of simplicity, the classification is not exhaustive and limited to methods which

relate to the current work and that are, therefore, described in this section.

A typical approach for multidisciplinary reduced models is borrowed from the
aeroelastic practice [72]. Owing to the fact that flight dynamics equations are of low
dimension, aerodynamics is typically represented with dynamic derivatives [134]. Flight
dynamics response is then obtained by integrating the equations of motion in time
and interpolating the pre-computed dynamic derivatives at each time-step. The flow
field information is somehow hidden by such method which focuses mainly on the flight
dynamics response. This is the usual approach but additional techniques are available
in literature [53] and they are usually based on low-fidelity aerodynamics [22]. However,
such reduction techniques, which were first developed using low-fidelity aerodynamics,
are applicable in general to larger higher-fidelity systems as well. A comprehensive
review is provided in [53] for general fluid-structure interaction problems and in [66]
for the specific problem of including flight dynamics. Reduced models can be grouped

in families according to their mathematical formulation.

System identification methods use a time-domain formulation [53], with Volterra se-
ries representing one of the most popular implementations. For example, an application
is available in [129]. The system is assumed to be a black-box and a limited set of inputs
and outputs is defined a priori. The relationships between input parameters and output
variables are determined by sampling the system response to training excitations [128].

However, a recalculation of the model is needed if an additional output variable is re-
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quested. Furthermore, this approach hides the complexity of the underlying aerodynamic
model, and flow details, which are necessarily computed, are discarded as noted in [53].

Another family of methods is based on the projection of the linearised system onto
a small modal basis. They are called model decomposition and projection methods [95].
The crucial point for them is the calculation of the modal basis since it should contain
all the information needed to rebuild full order results. Among the methods belonging
to this family, two are particularly promising. The first one is in the category of the
data-based methods and it is called proper orthogonal decomposition (POD) [95] [135],
also known as the snapshots method [70] or Karhunen-Loeve expansion [I30]. It is
based on a sampling procedure performed either in time or frequency domain with
applications in almost every field of aeronautical engineering ranging from steady CFD
computations [3] to unsteady flows [93]. The system is sampled at discrete points
in time or frequency and the solutions are stored as columns of a snapshot matrix.
A saving in memory can be achieved by storing the solution for areas of interest
only, for example just for the domain points closest to the body surfaces as described
in [3]. Using the snapshot matrix, a number of POD modes equal to the number of
snapshots is calculated by means of a small eigenvalue problem. The model reduction is
performed projecting the original system onto modal bases populated with such modes.
In addition, POD modes can be sorted by their energy content [I30]. This allows a
further reduction if only few POD modes are retained for the projection [70]. POD
method offers insight for a better understanding of the system as well. For example,
in [I30] such method was used to identify coherent structures in the fluid flow from
both experiments and simulations [I35] and, in general, it provides a way for pattern
recognition [61]. Multidisciplinary reduced order models using POD in frequency domain
can be found in [70] where it is used in conjunction with an LFD linearisation of the
underlying CFD aerodynamics. The data-based ROM is used in such work to reproduce
the aerodynamic responses to an aerofoil’s sinusoidal motions. The structural block of
the multidisciplinary workflow is not reduced while high-fidelity CFD is used only to
compute the POD modes and it is replaced in the coupling loop by the reduced model.
Another example of multidisciplinary model is proposed in [44] as a way to reduce
computational cost. The aerodynamic model is replaced with a reduced model based on
POD and uses a linearised form for the equation of motion for the rigid motions.

In the context of gust encounter, POD has been applied in [I12] to evaluate the
variations of surface pressure during the gust. The snapshots were obtained from
time-domain simulations for sharp-edge gusts. Solutions for arbitrary gust shapes were
calculated applying the convolution integral and exploiting POD to reconstruct the
spatial distribution of pressure. Recently, research focused on POD reduced models
to perform gust encounter simulations and evaluate airloads directly. The method
was applied in [19] in conjunction with LFD for transonic CFD aerodynamics based

on RANS equations. The variations of aerodynamic loads produced by ‘1-cos’ gusts
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were reproduced accurately by the reduced model for linear gust amplitudes. Such
application was scaled in [I8] to a large civil aircraft and expanded to include flexible
structures. The work described so far used POD to reduce the aerodynamic model
only. An application for coupling flight dynamics and CFD in a single monolithic
reduced model is still needed. Ideally, POD modes would be computed for the whole
original system which includes aerodynamics as well flight dynamics. However, the
main limitation of POD is highlighted in [I53] where it is pointed out that POD-based
reduced models can be unstable even though the underlying full model is stable.

Remaining in the family of projection methods, another category gathers formulations
which are based on the eigenmode decomposition (EMD) of the underlying system [53]
and they are called hereafter operator-based methods [I35]. A description of the
methodology to obtain the reduced model is given in [53] and summarised in this
paragraph. The eigenvalue problem for the linearised system is solved and eigenpairs
obtained. Note that this task is computationally expensive even for small cases when
high-fidelity aerodynamics is adopted. The reduced model is built by projecting the small
system onto modal bases which are assembled with a small number of eigenvectors. This
projection method produces a versatile ROM which facilitates a comprehensive study of
the coupled system. Previous applications include the simulation of coupled structural
and aerodynamic systems using linear potential aerodynamics for gust encounter analysis
and robust control [39, 42]. The operator-based reduction methods can be applied
easily to multidisciplinary models for which eigenvectors from the coupled system should
be used for more accurate results [154]. However, as noted in [53], eigensolutions
are tied to the specific flight condition for which they are calculated and they must
be recomputed when flight parameters change. An analytical formulation for the
operator-based model reduction is provided in [45]. It is highlighted that one of the
benefits of the method is that the Jacobian matrix of the reduced model has the same
dominant eigenvalues and eigenvectors of the original system [45]. However, the method
relies on computing the full set of eigenpairs for the system in order to identify the
dominant ones. This represents a fundamental limitation when it comes to applications
to large systems while it is trivial problem for small matrices [53].

A possible solution is provided by the reduced models based on the Schur decom-
position [124] [143] also known in literature as the Schur complement method. They
focus on a small set of unknowns and modes for the projection are obtained with the
Schur decomposition of the partitioned Jacobian matrix. The decomposition can be
applied to both direct and adjoint formulations. The resulting modes form bi-orthogonal
bases if modes belonging to direct and adjoint eigenspaces of the original system are
used [124]. In addition, the transformation from the full to the reduced model is stable
when bi-orthogonal bases are used for the projection [124].

In the field of aeroelasticity, the Schur complement method led to successful applica-

tions regarding flutter analysis using CFD aerodynamics [143]. An iterative procedure
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Figure 1.8: Tracing procedure for eigenvalues originating in structure performed with Schur
complement method (taken from [143]).

was proposed for which the eigenpairs related to the structural degrees-of-freedom were
traced during their evolution in the complex plane. The tracing starts from in-vacuum
eigensolutions, which correspond to solutions of the eigenvalue problem for the structural
model only, and continues until they become eigenpairs of the aeroelastic system. Their
difference from structural modes is clear when the eigenvalues are compared. The
structural ones have non-zero frequency and zero damping (apart from the structural
one) whereas the aeroelastic ones have both frequency and damping arising from the
coupling with fluid. In [143] the tracing is performed changing flight altitude and
starting from a large value of it. At the beginning, this corresponds to an almost
decoupled system because the density value is very low. The altitude is decreased in
steps and new eigensolutions are calculated. Flutter condition is identified when one
or more eigenvalues, which are computed iteratively, show a positive real part. The

tracing procedure can then continue beyond the flutter point.

Figure [1.8]is taken from [143] to illustrate the tracing for a Goland wing at Mach
number of 0.85 and zero degree angle-of-attack. Horizontal and vertical axes correspond
to real and imaginary parts of eigenvalues, respectively. Each line set illustrates the
tracing for a single structural mode, for a total of 8 modes. The tracing is performed
with the Schur method (symbols in the figure) and an approximate formulation based
on Kriging interpolation (dashed and continuous lines). It is interesting to note that
the part of eigenpairs belonging to the coupled system and related to the structural
degrees-of-freedom are available at every stage of the procedure. From a different point

of view, this suggests that a small number of eigenpairs of the coupled system can be
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calculated with the Schur tracing without the need to compute the whole spectrum,
which is an almost impossible task for large systems. This information was exploited
in [142] where the Schur complement method was used to produce direct and adjoint
eigenvectors suitable for operator-based model reduction. This allowed the identification
of just few eigenpairs of the large eigenvalue problem arising from aeroelastic applications
based on CFD. The problem of identifying eigenvectors for the projection was thus
overcome and the resulting reduced model was exploited for gust encounter simulations.
Recently, the method was expanded for structural non-linearities [64] as well using linear
aerodynamics. Regarding gust encounter simulations, the operator-based approach has
shown promising results for flexible structures [I8, 20]. Application of this method to
trace flight dynamics modes with the final purpose of gust encounter simulations is
particularly challenging. In fact, when the eigenspectrum is considered, eigenvalues
related to aerodynamics are situated in a dense cloud. Eigenvalues corresponding
to flight dynamics modes can be located inside that cloud where they are closely
surrounded by fluid eigenvalues. This makes the identification of flight dynamics modes

difficult and this problem will be investigated in this work.

1.3 Aim of Work and Outline of Thesis

The aim of this work is to investigate model reduction techniques applied to mul-
tidisciplinary simulations involving CFD and flight dynamics, particularly in the
context of aircraft gust encounter in the transonic regime. This is proposed as so-
lution to reduce computational cost while retaining the accuracy of the underlying
model, thus enabling the use of high-fidelity aerodynamics early during the aircraft
design. The ultimate goal is to contribute to the long-term vision of certification-
by-simulation for greener, more efficient aircraft.

Focus is on three research areas for which no study is available in literature. First,
a novel operator-based identification for flight dynamics modes is developed. Sec-
ondly, the data-based method is applied to the coupled system treated as a monolithic
entity in frequency domain. Thirdly, the theoretical framework for the model re-
duction is presented in a generic way so that it is applicable to modes coming from
both data-based and operator-based identification.

Theory for both full and reduced models are given in the next two chapters. Specif-
ically, an overview of the full order model is given in Chapter It is composed of
two modules, specifically aerodynamics, which is based on RANS or Euler equations,
and flight dynamics. It is used to produce reference results and it is the target of
the model reduction which is described in Chapter It is based on an expansion
of the full order non-linear residual function in a truncated Taylor series and subse-
quent projection of the Jacobian matrix onto a small modal basis. Two methods are

proposed to provide modes for the projection. The first one belongs to the family of
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operator-based methods and it is a novel extension of the Schur complement method
to flight dynamics problems which require particular care for the tracing. The second
one is a data-based approach which involves POD applied to the multidisciplinary
system. Both methods promise an effective reduction in terms of computational cost
and time, when compared to the full order model.

These model reduction techniques are exploited for the reduction of a two-dimensional
test case in Chapter ] In particular, the test case is composed of a NACA 0012 aerofoil
free to move in the vertical direction and to rotate rigidly. Aerodynamics is modelled
with Euler equations. The small size of the problem allows for a detailed assessment of
the two reduction methods. Limitations are highlighted and remedies proposed.

Reduction techniques are scaled towards a larger, albeit two-dimensional, test case in
Chapter o} Aerodynamics is modelled with RANS equations while full longitudinal flight
dynamics is adopted. The test case involves two aerofoils representing wing and tail
sections, respectively. A trimming procedure is introduced so that non-trivial starting
conditions are taken into account. Both operator-based and data-based methods are
applied to the test case while the tracing procedure for the former is further improved
to identify flight dynamics eigenvalues inside the cloud of fluid eigenvalues.

In Chapter [6] an application of the model reduction techniques to an industrial-size
test case is presented. The test case is a large civil aircraft which translate and rotate
rigidly in the three-dimensional space. RANS equations are adopted for aerodynamics
whereas flight dynamics is implemented with a modal approach. The size of the model
makes the application of both operator-based and data-based methods a challenging
task. Overall, both techniques proved to be an effective way for the reduction of
computational cost for high-fidelity multidisciplinary simulations.

To summarise, three objectives are pursued in this work with the long-term ambition
of certification by simulation. First, the development of a fast and reliable model
reduction technique for coupled systems involving CFD and flight dynamics. The
objective is composed of three novel contributions, specifically the operator-based
identification for flight dynamics modes, the monolithic approach to the data-based
identification in frequency domain and the generic theoretical framework to perform
the reduction. This is described in Chapter [3| using the full order model introduced in
Chapter[2l Secondly, the reduction method is assessed with two-dimensional applications
in Chapters[dland 5] Thirdly, the objective of speeding up gust encounter simulations for
aircraft design is met in Chapter [6|with an industry-relevant case which is based on a large
three-dimensional aircraft. The two- and three-dimensional test cases presented in this
work are the first applications, to the author’s best knowledge, of a projection reduced
order model for a coupled system composed of CFD aerodynamics and flight dynamics

with modes identified applying either the operator-based or the data-based technique.
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Chapter 2

Full Order Modelling

Theory of the full order model and numerical methods adopted for its implementation
are described in this chapter. The coupling of aerodynamics and flight dynamics is
achieved by implementing the two disciplines as two distinct subsystems. The first
part of the chapter focuses on the mathematical formulation of aerodynamic and flight
dynamics models. The former is modelled with computational fluid dynamics (CFD)
which is based on Navier—Stokes equations. Solving such equations for high Reynolds
numbers is a challenging task since it requires considerable computational power. So,
a reduction in computational cost is achieved by solving Reynolds-averaged Navier—
Stokes (RANS) equations which are obtained with a time-averaging procedure from
the Navier—Stokes ones. A further reduction, leading to Euler equations, is obtained
by neglecting viscosity and heat-transfer terms in the Navier—Stokes equations.

The mathematical background for flight dynamics is then presented. Equations of
motion are derived from first principles and they describe the capability of bodies to
move in space when subject to external forces. Two formulations of the equations are
presented, specifically deriving from Newton’s laws and Lagrange’s equations. Equations
for the coupled model contain both aerodynamic and flight dynamics subsystems. A
non-linear residual function, which takes into account both aerodynamic and flight
dynamics non-linear residuals, is derived. In addition, linearised frequency domain
(LFD) methods are presented. Numerical aspects of the implementation are discussed
in the second part of the chapter. An overview of numerical methods used for flight
dynamics is given. Similarly, numerical procedures for CFD are reported and a detailed
description of the gust modelling in CFD is provided. The information regarding body
motions is transferred from the flight dynamics subsystem to the aerodynamic one with
grid deformation based on radial basis function (RBF) interpolation.

The last part of the chapter describes the two CFD solvers used in the thesis, an
in-house software and DLR-TAU, respectively. The first one is a research code which
computes flow solutions by discretising RANS or Euler equations on a set of points

distributed in the computational domain. It is used for two-dimensional test cases. The
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second one is a well-known finite volume code, DLR-TAU, from the German Aerospace
Center (DLR). It has been employed for test cases ranging from aerofoil to large aircraft

configurations. It is adopted for three-dimensional cases in the thesis.

2.1 Equations of Aerodynamics

Aerodynamics is modelled with Navier—Stokes equations which describe the behaviour of
fluid flows. Their derivation from first principles is a complex task and it is described in
detail in Appendix [A] Their integral form is reported hereafter since it is usually adopted

for the implementation of finite volume codes. Equation for conservation of mass is

2 [f] pav [ ovmas =0 2

where V is the finite control volume, S is the control surface, n is the normal
vector, V' is the velocity vector and p is the density. The momentum equation,

which is derived from Newton’s second law,

gt///vdewr//SpV(V-n)dS=
///fomdv-//spndSJr//sT'"dS

introduces static pressure p and external body forces per unit mass pfey:. This is a
vector equation and the stress is expressed by means of the second order tensor 7.

Conservation of energy is given for total energy per unit mass FE,

;//APEdV+/LpE(V.n)dS_//Sk(VT_n)dS:
///V(Pfezt‘V—i-q') dV—//SpV.ndS+//S(T'V)'ndS

where T is the temperature, k is fluid’s conductivity coefficient and ¢ accounts for possible
heat sources. The set of Eqgs. (2.112.3) is an integral form of Navier—Stokes equations

which are written for a control volume and using a Eulerian reference frame [7), 23].

(2.3)

The Navier—Stokes equations in differential form are reported here as well using

a Lagrangian reference frame [7, 23]. They can be derived from the integral for-
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mulation since they are mathematically equivalent

Dp
DV _
PDr = —Vp+ VT + pfext (2.5)

2
p% <e + ‘;) =pi+ V- (kVT)=V-(pV)+ V- (FV) + pfezt - V (2.6)
Specifically, Eq. expresses mass conservation, Eq. is the momentum equation
and Eq. imposes energy conservation. Although integral and differential forms are
mathematically equivalent, one can be preferred over the other for implementation pur-
poses [7].

When moving reference frames need to be taken into account, a formulation of Navier—
Stokes equations called Arbitrary Lagrangian-Eulerian (ALE) must be adopted [51, [75].
ALE equations were developed specifically for fluid-structure interaction problems [51]
and they have been successfully applied to fluid dynamics involving rigid-body mo-
tions [52, 55]. The velocity of the reference frame is denoted U and Eq. turns into

gt///vpdv_//sp(U—V)-ndszo (2.7)

which describes balance of mass. Similarly, the momentum Eq. (2.2)) becomes

o ffvw-vinis-

(2.8)
///pfexth—//pndS+//T'ndS
v S S
and the conservation of energy is satisfied by rewriting Eq. (2.3)) as
8/// pEdV—//pE(U—V)~ndS—// K(VT ) dS —
ot ) ) Jy s s
(2.9)

///V(Pfext-V+cj) dV—//SpV~ndS+//S(T-V)-ndS

When U = V| the reference frame moves at the same speed of the flow and formulation
is Lagrangian. Conversely, when U = 0, it is not moving. The formulation is then
Eulerian and Eqgs. reduce to Egs. . Similarly, ALE equations can be
written in a differential form which is analogous to Eqgs. . Such equations are
not reported here for sake of brevity and they are available in literature [52].
Navier—Stokes equations in either integral or differential form are composed of five
equations with seven variables, specifically density p, velocity vector V' with three

components, static pressure p, internal energy e and temperature 1. Two additional
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equations, thus closing the system, are obtained by assuming a perfect gas model [31].

Pressure and specific internal energy are related to the temperature,
p =pRT (2.10)
e =c,T (2.11)

where R is perfect gas constant and ¢, is the specific heat capacity at constant volume.
Pressure is expressed with total energy E by substituting Eq. (2.11)) into Eq. (2.10)
and applying the definition of total energy E = e + VTQ,

p=t-vo(2- %) (212

where v = 1+ g is the ratio of specific heats whose value depends on the gas. To
complete the thermodynamic model, usually the Sutherland equation is adopted to

calculate the dynamic viscosity p of the fluid as a function of the temperature T,

3
To+C (T2
= — 2.13

p=rpre <Tg) (2.13)
where Ty is the reference temperature, pg is the reference viscosity at reference tem-

perature and C' is Sutherland’s constant for the gas.

Regarding the second order stress tensor 7 that appears in both momentum
and energy equations, it is composed of 9 parameters which must be determined
in order to obtain a solution for the Navier—Stokes equations. Denote u, v and w
the three components of velocity vector V. = [u,v,w] in the directions x, y and

z, respectively. The tensor is defined as
T=| Ty o0y Ty (2.14)

where each component represents a scalar value. The shear stresses are denoted with 7
and the double subscript indicates the two directions of each shear stress. For example,
Tzy 1s the stress in the y direction on a plane perpendicular to the x axis. The principal
stresses are denoted with ¢ instead and they represents stresses in the orthogonal direc-

tions z, y and z. A first simplification is made when the tensor components are considered

20



proportional to the velocity ratio under the assumption of Newtonian fluid [23],

=AY VG m=n (G ) memn ()
Tyz = Tay oy =AV .V + 2,ug—7y’ Tyz = [ (g—g + %—Z’) (2.15)
Tzx = Txz Tzy = Tyz 0, =AV .V 4 2#%

with A and p representing the second viscosity and dynamic viscosity coefficients, respec-
tively. The expression for principal stresses is further simplified with the Stoke’s hypothe-
sis [30], A = —% . Finally, the value of u must be determined with empirical assumptions.

So far, we focused on Navier—Stokes equations, thermodynamic model of perfect
gas and Newtonian fluid. The last aspect to be analysed in order to completely define
a CFD problem is boundary conditions [7]. Only two types of boundary conditions
are presented here since they were used in the thesis. A detailed analysis about
boundary conditions is out of the scope of this work and it can be found in [23]. The
distinction is made between solid wall and far field. The first one, called also non-slip
condition, imposes a zero relative velocity at the interface between fluid and solid
walls [46]. Mathematically, it corresponds to a Dirichlet boundary condition since
the solution is specified along the boundary [16]. Similarly, the far field condition
imposes the value of velocity at far field which is a region considered far from every

solid body [15]. The equations for boundary conditions are
Vie=0  V]p=Vsy (2.16)

where subscripts w and F' indicate the wall and the far field, respectively, and V., is
the free-stream velocity vector. Regarding the wall temperature, the fluid near the
wall should be in thermal equilibrium with the body and an additional condition on
the heat-flux near body surface must be imposed [23],

oT q

o . =1 (2.17)
where n is the surface normal and k is the fluid thermal conductivity.

Direct solution of Navier—Stokes equations is an area of active research [94], [157]
and so far it is possible just for small, academic cases [I02]. Main limitation is the
requirement in terms of computational resources and applications to industrial cases
are decades away [102] [147]. Specifically, the whole ranges of both spacial and temporal
scales must be resolved to describe accurately the turbulent phenomena. Thus, a very
fine computational grid is required and its spacing ultimately depends on the non-

UrefL ref
“w

dimensional Reynolds number Re = £ which is defined as function of reference

velocity User and reference length L. An idea of the problem to overcome is given by

21



the computational memory which would be needed to store flow solutions [33]. The
memory required for each flow solution is proportional to the number of grid points
which, in turn, depends on Re??%. Reynolds numbers usually associated to industrial
applications are roughly 10¢ — 108 and they are far from the one (10%) reached by the
most computationally expensive direct simulation performed so far [78]. An additional
problem is the computational speed for dealing with such large simulations which will
not be available for the foreseeable future [33]. Hence, simplified formulations are
employed instead. Two sets of equations, which can be derived from Navier—Stokes
equations by making some simplifying assumptions, are commonly adopted by the

aerospace community and described in the following paragraphs.

2.1.1 Reynolds-averaged Navier—Stokes Equations

When it comes to turbulent flows, solving the Reynolds-averaged Navier—Stokes (RANS)
equations [32, 60] is the de-facto standard adopted by the industry community [I,
102]. Such equations, which were first derived by O. Reynolds in 1895 [118], rely
on the Reynolds’s decomposition [1] to divide flow variables into average values and

fluctuations. Hence, a scalar quantity U is expressed as

U=U+U (2.18)

where U is the ensemble-averaged value of U and U is its fluctuation with respect
to the mean. The application of Eq. to the Navier—Stokes equations is not
a trivial process [I37]. An additional stress tensor term, which is called Reynolds
tensor ?R, is found as a result [23]. It depends on velocity fluctuations since its

components are defined for an incompressible flow as
R_ _ VvV
A (2.19)

where ‘7, and ‘7] are the fluctuations in the 7 and j components of the velocity vector
V., respectively, with ¢,j € [1,3]. Besides ?R, an additional term originates from the
averaging procedure, specifically a heat-flux tensor which is added to the diffusive
heat term [23]. RANS equations allow for a quicker calculation of flow solutions if
compared to the Navier—Stokes equations. However, they need a turbulence model
for the Reynolds stress tensor in order to define a closed problem.

Turbulence models are an area of active research and a comprehensive overview is
available in [I5I]. They are catalogued into main families, according to the order of
the closure [23]. In practice, first order closures are usually adopted since equations
for higher order ones are difficult to solve. They rely on a single scalar value to
calculate the Reynold stress tensor. The Boussinesq hypothesis models the transfer of

momentum caused by turbulent eddies using a scalar eddy viscosity pr by analogy with
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molecular viscosity which models momentum transfer caused by molecular motion [25],
26]. The components of 7 in Eq. (2.19) become

== ov, 0V, 20V 2

— — ———0;; | — =pkd;; 2.20
8331‘ + 8a:j 3 8331‘ 3,0 ( )
where 0;; is the Kronecker delta. Turbulence models provide the value of pp. In the

category of first order closures, they are classified according to the number of equations
adopted [91), [152].

The one-equation Spalart-Allmaras model [132] is widely adopted for research and
extensively exploited in this work as well since it is designed for aerospace applications.
The complete derivation is available in [I32] whereas the resulting equations are reported

here. The turbulent eddy viscosity is defined with the Spalart-Allmaras variable v,

pr = pv for(v) (2.21)

A transport equation is solved to provide values of 7,

]1))? =cp1 (1 — fr2) ST
+ V(4 9) VD) + e (V)2 (2.22)

~\ 2
- (Cwlfw - %f&) <;) + faV?

with the right-hand side depending on the distance d from the closest wall as well as the
flow velocity V' at the field point. It is completely defined with the auxiliary quantities,

3

_v — —1_ _X
X=7 fvl T X3+ E, va =1 THxfor
S =5+ g fo "= §kl;d2 g=r+cu (r’—r)

1

Iy ) o —cra o (2 +g7d? e ?

fu=4g <96+C%33) fa = cagee 2 VE(EHAE) gy e
w

where S is the magnitude of the vorticity and values for the constants can be found in ref-
erence [132]. Solving Eq. (2.22)) is achieved imposing Dirichlet boundary conditions with

7, =0 (2.23)

so that the value of Spalart-Allmaras variable v is zero on the solid wall.
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Figure 2.1: Reference frames for derivation of longitudinal dynamics equations.

2.1.2 Euler Equations

Another set of aerodynamic equations, which is exploited in this work, is composed
of the so-called Euler equations [23, [58]. They can be derived from the Navier—Stokes
equations by assuming an adiabatic and inviscid fluid as described in Appendix [A]
They represent a simplification of Navier—Stokes ones which completely discards viscous
effects. It is a valid assumption when applied to cases, for example, of fluid flows with
very high Reynolds numbers for which the boundary layer is very thin [23]. Shock waves
are still captured by solving Euler equations. However, interesting phenomena such
as interaction of boundary layer with shock waves cannot be simulated.

With a constantly increasing computational capability, Euler equations are almost
superseded by RANS ones. However, they still have an important role in the research com-

munity as a fast method for preliminary results [71] or as a test bench for new methods.

2.2 Equations of Flight Dynamics

So far, focus was on the aerodynamic part of the full order model. In this section,
the theoretical background is given for flight dynamics. Various approaches have been
proposed in literature [I55] to derive the flight dynamics equations and the classical
approach based on Newton’s law is shown in this section for longitudinal dynamics. The
aim is to obtain differential equations describing the relative, rigid motion between the

flying body and an inertial coordinate system. Two reference frames are defined for the
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derivation and they are depicted in Fig. The first is denoted with the letter E. It
is Earth centred and it is assumed to be an inertial reference frame. The second one
is a body-fixed frame denoted with B. Its origin corresponds to the barycentnﬂ (also
known as centre of mass) of the body and it moves together with it. The pitch angle 6
is defined as the angle which is needed to overlap the inertial reference frame to the
body-fixed one with a counter-clockwise rotation. Note that two different orientations
are usually adopted for reference frames when it comes to flight dynamics and CFD.
Specifically, the direction which is perpendicular to the free-stream flow is assumed

positive downward for flight dynamics but negative for CFD.

The derivation is composed of three steps leading to flight dynamics equations
formulated in the body-fixed reference frame. First, the barycentre G is assumed to
move in the inertial frame E. A generic point P belonging to the body is chosen. It
moves with respect to the origin O of the inertial frame while its relative position
referred to the barycentre G does not change. Secondly, the acceleration of the generic
point P is calculated in the inertial frame. Thirdly, Newton’s second law is applied and

the resulting equations are translated into the body-fixed reference frame.

The location (Xp, Zp) of the generic point P in the inertial frame is

Xp=Xg+axp
(2.24)
Zp =2+ zp

where (Xq, Zg) is the barycentre position. The quantities xp and zp represent the
relative distance between P and the barycentre G in the inertial reference frame. Such
distance can be calculated in the body-fixed reference frame as well. Specifically,
the coordinates of P in the body-fixed reference frame (z,z) are rotated by 6 with
respect to the inertial frame and Eq. becomes

Xp=Xg+xcosh+ zsinb
(2.25)

Zp =Zg—xsinf + zcosl

The derivatives with respect to time of Eq. (2.25)) provide the velocity of P in the inertial

frame,

LXP —dﬁ + d—xcosﬁ —rsinf— + fsine—l—zcosﬂ%

dt  dt dt dt  dt dt
(2.26)
7 Z
dd—tp :dd—tG — i—fsin& — xcosGi—f + %cos@ — zsin@a

Note that barycentre and centre of gravity coincide for a body subject to uniform gravitational field.
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The barycentre velocity C%{—f and dd% are expressed in the body-fixed reference frame

with a rotation of 8 as

% =Ucosf + Wsin6
(2.27)
Z
dd—tG =—Usinf + W cos b

where the unknowns U and W are the barycentre horizontal and vertical velocity in
the body-fixed reference frame, respectively. Equation ([2.27]) will be later exploited to
calculate the flight path in the inertial frame by integration of body-fixed quantities.

The velocity of P in the body-fixed reference frame are named v, and v,, respectively.

They are obtained by rotating the velocity pair (df—t”, %) by the angle 6.
dXp cos dZp sin 0
Uy =——— — in
Tdt dt
(2.28)
_dXp .

dZp
Vy = T sin 6 + FCOSH

Substituting Eqgs. 1) and 1} into Eq. 1) and defining ¢ = % leads to

dx

v, =U 4+ zq + En
(2.29)

dz

z =W — .

v xrq + a

where the derivatives of x and z are ‘(ij—’f = % = 0 by definition of rigid bodies.

The acceleration of P in the inertial frame is obtained by differentiating Eq. (2.26))

with respect to time.

‘Xp d’X,

ddTP :ddt2G — x¢* cos 0 — xsinﬂ% — 2¢*sin 6 + ZCOSH% a0
d2ZP_dzﬁ+ 246inf — 9@_ 20050 — 25 9% |
2 — gqp e sing—weosfo —2¢ cosf —zsind

Similarly, the acceleration of the barycentre is obtained by differentiating Eq. (2.27]). This

leads to

d®Xe dU dw :

a2 —500594— gsnﬁ— Ugsinf + Wqcost
) (2.31)
Z

dde =— %Sinﬂ—i— %cos@— Uqcosf — Wqsinf
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The acceleration of P in the body-fixed reference frame is then calculated by rotating the
. 2 2
pair (ddigP, ddtZQP> by 4,

d*Xp 0 d4’Zp . p
g =—5 COS 3z St
(2.32)
d*X d*z
a, = dt2P sin 6 + e cos 6
Substituting Egs. (2.30) and (2.31) into Eq. (2.32]) leads to
_du 2 dg
az_dt +Wq—xq +Zdt
(2.33)
_dw 2 dg
a, T Ug— 2q xa

which is the acceleration expressed in the inertial reference frame with body-fixed
quantities. Newton’s second law is applied next. It links acceleration to force by
means of geometric parameters such as mass and inertia.

The expressions for the acceleration in Eq. are used to apply New-

ton’s second law to the body dynamics

/axdm =F,

/azdm =F, (2.34)

/ (azz — azx)dm =M,

where the symbols F,, F, and M, represent external forces. They include aerody-
namic as well as volumetric forces such as gravity. Substituting Eq. (2.33]) into
Eq. (2.34]), leads to the equations of motion

dv dm—l—Wq/dm—qQ/xdm—{—dq/zdm:Fx

dt dt

dW 9 dg

hal _ _ _ 1 =F,
T dm Uq/dm q /zdm & /acdm

dU d dw
— zdm+Wq/zdm+q/(a:2+z2)dm—/xdm—i—Uq/xdm =M,
dt dt dt

(2.35)
The terms involving [ zdm and [ zdm are static moments with respect of the centre of
mass and their value is zero by definition of the centre of mass. The total mass and
the moment of inertia are defined as [ dm = m and [ (x2 + 22) dm = Iy, respectively.

Note that both m and Iy are computed in the longitudinal plane and they are referred
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to one unit of length in the third dimension. The resulting equations of motion involve

four flight dynamics state variables, specifically U, W, ¢ and 6

dU F, dw F,
a Ve T TYeE
(2.36)
dg _ My a8 _
a1y a7

The equations of motion in Eq. can be linearised around an equilibrium
state so that values of flight dynamics variables are the sum of equilibrium values
and fluctuations. Usually the equilibrium condition is calculated with a trimming
procedure for steady, straight flight conditions. This implies that variations of the
state vector are assumed small around the trim configuration. The flight dynamics
unknowns are defined as U = Uy +u, W = Wy +w, ¢ = qo + ¢ and 6 = 6 + 6.
Specifically, Uy and Wy are the horizontal and vertical flight speed of the body at
the equilibrium. They are related to flight speed U, and angle-of-incidence «q since
Up = Us cosag and Wy = Uy sinag. The terms w, w, ¢ and 0 are fluctuations with
respect to the equilibrium conditions. Attitude 8y and angular velocity go at equilibrium
are assumed zero for level flight. Thus, ¢ = ¢ and 6 = 0 for the derivation reported

thereafter. The linearised equations of motion are

du F, dw F,
— T Wog=— — —Uog=—
de m dt m
(2.37)
dg _ M, o _
a1 a7

and they will be extensively used in this work together with the CFD model for the
aerodynamic components which provides aerodynamic external forces. The integration
in time of Eq. results in time histories for the flight dynamics unknowns. The
flight path can be calculated by integrating Eq. as a post-processing step.

The properties of the system are expressed by two non-dimensional quantities,
specifically rg = \/Ty/(mb?) and mass ratio u = m/(mpb?), where p is the fluid density.
This is achieved by defining a reference length b, which is assumed to be the wing
semi-chord b = § in this work according to the convention in [22] for longitudinal
dynamics, and a non-dimensional time 7 = tUs /b. The forces are expressed by means

of force coefficients F,, = %chgoCx = prgoCr, F, = prgoCz, M, = 2pb2U§OC’m. As
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a consequence, non-dimensional equations are derived from Eq. (2.37)),

du* . Cx dw* * % Cz
U - o
T T dr
(2.38)
dg* 20, do*
dr — mwur? ar 1

where v*, w*, ¢*, Uj and W are non-dimensional quantities. Please, note that when 6 is
expressed in radians, the equality § = 6* holds. The flight path in the inertial reference
frame is calculated with the corresponding non-dimensional formulation of Eq. ([2.27)

dX;
dTG =(Uj +u*)cos0 + (W5 + w”*) sin 6
(2.39)
i Uy +u*)sin* + (Wy 4+ w*) cos 0
-

where X, and Zf, are the non-dimensional coordinates. Equation is obtained
by substituting U = Uy + u and W = Wy + w into Eq. and then apply-
ing the non-dimensionalisation procedure, already presented, with reference length
b and non-dimensional time 7 = tUx/b.

These equations can be further simplified by focusing on the short-term response
of the system. The horizontal velocity u of the body is assumed constant and its

corresponding degree-of-freedom is removed.

dw* . C.
FEa
dg” _2Cm (2.40)
dr  mwur?
o,
dr —4

This assumption is valid when dealing with fast phenomena such as gusts since changes
in the horizontal speed are assumed to be negligible.

So far, equations of flight dynamics have been derived for longitudinal motion and
they will be exploited in this form for two-dimensional test cases. A generalisation to
three-dimensional dynamics is available in literature [77, 122]. Equations for translation

and rotation are expressed with matrix notation as

d
M, (d‘t/juﬂx V) ~F,
(2.41)
Q
Ib% +Q X (I,Q) =M,
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where My is the diagonal matrix containing the body’s mass, V' is the velocity vector, €2 is
the vector of angular velocities and I, is the 3 x3 inertia matrix in the body-fixed reference
frame. Three-dimensional forces and moments are contained in the vector F, and M.,
respectively. Dynamics described by Eq. is complex because degrees-of-freedom
are not decoupled [34, Ch. 4]. A linearised, decoupled formulation of three-dimensional
equations can be obtained with a modal formulation. Its benefits are a simplified
mathematical model and a final form of equations which is very similar to aeroelastic
one. This allows reusing aeroelastic software tools for flight dynamics problems.
The equations of motion for rigid-body dynamics are derived in modal form using
Lagrange’s equation [I55, Ch. 14]. Denote 1 = [11,712,73,74,75,76])" as the vector
containing six generalised coordinates. In the specific case of flight dynamics, they
will correspond to the rigid-body degrees-of-freedom in a three-dimensional space (3

translations and 3 rotations). The kinetic energy K of the system is

1< dn; 2
K=-% M;|=2 2.42
2 () a4

J=1

where M; is the generalised mass associated with the generalised coordinate 7);.
The elastic potential energy is zero since rigid-body degrees-of-freedom have no
stiffness by definition. Gravity on the other hand contributes to the total poten-
tial energy U. Gravity acceleration is decomposed into six components g; corre-

sponding to directions 7; and leading to
6

U=-=Y Mg (2.43)
j=1

with j € [1,6]. Defining L = K — U, Lagrange’s equation is written as

d (0L oL
— (=)= =0, el 2.44
2(5)-5o-e  viend (2.44)

where (); takes into account aerodynamic forces in the direction of n;. Sub-

stituting Eqgs. (2.42) and (2.43) into Eq. (2.44) results in a set of 6 equations
which describe the rigid-body dynamics

A

Mj—s =Q; —Mgj=F;  Vvje[l6] (2.45)

The aerodynamic forces @); are calculated using CFD while the gravity forces are
obtained from the mass of the aircraft. The resulting external force is denoted with
F;. Equation ([2.45)) assumes no explicit coupling between the rigid-body modes and
this is the case when the reference frame is anchored to the body mean axis [155].

However, a decoupled modal system is not guaranteed when another reference frame
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is adopted for flight dynamics [155]. Equation (2.45)) resembles the modal equation

for structural dynamics and it can be similarly written in a matrix form

d2n

Jy i
dt?

=F (2.46)
where M is a diagonal mass matrix with entries M; and F' the vector containing gener-

alised forces.

The six coordinates 7; and their related generalised masses in Eq. are usually
obtained from an in-vacuum eigenvalue analysis of the unconstrained finite element model.
Each degree-of-freedom 7); is associated with a mass-normalised mode shape vector which
contains the relative displacement of the FEM grid points in an arbitrary reference frame.
These modal shape vectors are splined to the CFD surface point distribution and results

stored in the vectors §;, Vj € [1,6]. The total displacement @ of the surface is given by

T = ET’ == [51752753754755756] (247)

Rigid-body motions are obtained as superposition of mode shapes amplified by the
modal amplitudes. In general, rigid-body modes coming from the eigenvalue analysis
do not correspond exactly to directions in the body-fixed reference frame such as ver-
tical or horizontal translations. In particular, each mode can be a linear combination
of translations and rotations and only the final superposition in Eq. provides
the total displacement. This is shown in Fig. with a representative mode shape
resulting from an eigenvalue analysis of a large civil aircraft. It is clearly composed
of both vertical translation and roll rotation so that the corresponding generalised

coordinate is a superposition of both motions.

Although this does not represent an issue for either the theoretical framework or the
numerical model, a link to the physical quantities traditionally adopted for flight dynam-
ics is not immediately available. A possible solution is to apply a transformation and
translate results using a new modal basis. Regarding flight dynamics, a new set of pure
translational and rotational modes T is artificially created. Denoting horizontal, lateral
and vertical translations in the inertial reference frame as zj, y; and zj, respectively,
and the roll, pitch and yaw rotations as ¢, 0 and 1, the vector x = [z1,yr1, 21, ¢, 0, ¢]T
contains the modal amplitudes for this new set of modes. Since the same physical rigid

motion & can now be obtained with those two sets of modes, we can write
Tx =x=En (2.48)

Mapping modal displacement 7 to physical quantities x is achieved using a pseudo-inverse
matrix [I1I] with

X = (TTT)il YT'En =1n (2.49)
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Figure 2.2: Mode shape resulting from eigenvalue analysis. It is a linear combination of both
translation and rotation.

where a 6 x 6 transformation matrix 1" = (TTT)_l YT= is introduced. The transforma-
tion matrix T is pre-computed once and used to provide physical insights about the sys-

tem.

2.3 Equations of Coupled Model

Rigid-body dynamics is described in this work by either Egs. (2.38) or (2.46|) according
to the specific implementation. Denoting w, as the vector containing n, flight dynamics
unknowns and R, as the corresponding residual function, the flight dynamics equations

are formulated as a first order ordinary differential equation in time ¢,

dw,
dt

=R, (wy,w,) (2.50)

with the vector wy containing the n; fluid unknowns. Specifically, the residual

vector R, is written in a general form as

Rr('wfv wy) = fe(w,) + Cfa('wf? wy) (2.51)

with f, representing aerodynamic forces. The formulation of the vector function f.

depends on the specific set of equations which is adopted. Specifically, f. = 0 for
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the modal formulation in Eq. (2.46)), whereas it is defined as

00 —W; 0 u
00 U 0 *
— 2.52
fe 00 0 0 q* (2.52)
00 1 0 o

when the formulation in Eq. (2.38) is adopted. The matrix C' contains information
about geometric properties of the system. The non-linear equations describing Euler
or Navier—Stokes aerodynamics are similarly written in a semi-discrete form as

dwy¢

o - Ri(wy, wy,uq, u.) (2.53)

where Ry is the non-linear residual corresponding to the fluid unknowns, w4
represents a possible external disturbance such as gusts and wu. introduces in-
puts such as control surface deflections.

T]T

»]* as the vector of unknowns of the coupled system, the

Denoting w = [w?,w

state-space equations of dimension n = n; + n, can be combined as

dw
— = R (w,uq, u,) (2.54)
dt

where R is the corresponding coupled non-linear residual vector. Reference solu-
tions are obtained by integrating in time the full order model (FOM) defined in
Eq. (2.54). In addition, a frequency domain formulation of full order equations is

exploited in this work and presented next.

Linearised frequency domain (LFD) formulation provides unsteady results by manip-
ulating the governing equations [41]. In this work, LFD is used to speed-up calculations
which are needed to produce reduced order models. Hereafter the derivation is presented
for the coupled system and the underlying aerodynamic and/or flight dynamics model
is not specified since it does not affect the formulation. Governing equations of the
coupled system in Eq. are considered. Without affecting the generality, the
dependency on control surface deflection wu, is dropped for sake of clarity. As a result,

the residual R depends on the solution w and the disturbance uq

d

di;’ = R (w, ug) (2.55)
Define w(t) = wo + w(t) and accordingly wuy(t) = wgg + wg(t). The residual R
is expanded in a Taylor series truncated at first order around a linearisation point

R(wo,uq9) ~ 0

i@ OR . OR . P
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Note that all the residual derivatives must be computed at the equilibrium point
which is obtained with an iterative trimming procedure split into two steps. First,
equilibrium conditions, i.e. sum of forces and moments equal to zero, define the
state of the flight dynamics subsystem, i.e. velocity and attitude. Secondly, an aero-

dynamic steady state solution is computed at the equilibrium point. The matrix

g—gf = A is the Jacobian matrix of the coupled system
dw . OR _
=~ _A - 2.
o w + 5udud ( 57)

The equation resulting from the linearisation is translated into Laplace domain assuming

complex harmonic variation for w = weM and uy = tge™ with A € C

NG = A+ gZad (2.58)
Right-hand and left-hand sides of the equation are simplified by isolating unknowns and

external disturbance

OR
A-XN)w=—-——u 2.59
(A=A B = oS, (2:59)
The right-hand side contains partial derivatives of R with respect to the disturbance,
specifically g%. Although an analytical expression for such term can be formulated,
a common method for its evaluation is finite differences. In particular, a central

difference scheme can be used for which

OR  R(wo,uqy + €) — R(wo, ugy — €)
Bud N 2¢

(2.60)

Once the right-hand side is defined, solving Eq. is possible by using iterative
linear solvers [123] [156] for large, sparse systems or direct methods for small ones.
The result is the complex-valued solution vector w.

The assumption of linear behaviour around the equilibrium point allows the superpo-
sition of results. This is particularly useful when non-harmonic phenomena, like ‘1-cos’
gusts, must be investigated. In such cases, the disturbance w4 is expanded in a Fourier se-
ries

7:27-rnt

N
Ug(t) man(t) = Y g, Plte (2.61)
n=—N

with P defining its period, N the number of harmonics considered and e the error.
The final result is then obtained by superposing a solution of Eq. for each
harmonic. The number N of harmonics should be chosen to minimise the difference
between the original signal u4(¢) and the approximated one uy(t). The process of
expanding a ‘l-cos’ gust disturbance in a Fourier series is depicted in Fig. with

an increasing number of harmonics. Using N = 1, the ‘1-cos’ is approximated with
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Figure 2.3: Fourier decomposition of a ‘1-cos’ gust with an increasing number of harmonics.

one simple harmonic disturbance. This is not sufficient for a proper reconstruction
of the original ‘l-cos’ curve. Increasing N to N = 5 brings the curve closer to the
original one. Some differences and wobbling are still present. However, when a number
N = 15 of harmonics is used, the reconstructed curve is undistinguishable from the
reference. In addition, choosing a value N in Eq. for a given ‘1-cos’ gust defines
the frequencies for which Eq. (2.59) must be solved.

When the focus is on the aerodynamic response only, the non-linear residual Ry
in Eq. is considered. Although the derivation is similar to the one for the
coupled system, focus is here on the aerodynamic subsystem only. The resulting LFD
formulation is very useful when computing the aerodynamic response to variation in
the flight dynamics degrees-of-freedom. Equation is expanded in Taylor series
truncated at the first order around an equilibrium point Ry(w,, wy,, uqg) =~ 0,

d’lf)f _ 8Rf ~ 8Rf - 8Rf ~

~ 9w 5 = Uq + O (Jwy, [ ], [@al? 2.62
dt 8wf wf+ awr Wr + aud Uq + (‘wf‘ 7’wr‘ 7’Ud’ ) ( )

with wy(t) = wy, + ws(t), w,(t) = wy, +w,(t) and ugq(t) = ug, + uq(t). The equation

is translated into Laplace domain assuming w; = w feAt, w, = wye, ug = uge™,
8Rf - aRf N R TN
— = A =— — 2.63
<8w 7 ) wr ow, wr Ouy td (2.63)

and fluid dynamics unknowns are isolated. This equation can be exploited in two ways.

A first application is the computation of dynamic derivatives by assuming ug = 0

ORy _ ORy .
— — Al = — r 2.64
<aUJf A )'wf 8wrw ( 6 )
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Such equation is particularly useful to compute aerodynamic responses wy to complex
harmonic excitations in the flight dynamics degrees-of-freedom w,. Further details about
their computation and comparisons with time-domain results are provided in the next
Chapter A second application of Eq. is obtained when w, = 0. This corresponds

to calculating aerodynamic responses to aerodynamic disturbances such as gusts

- = 2.
< ; )\1) wy dud ( 65)

In particular, when Eq. is solved for a specific frequency and imposing no
damping, the complex-valued flow solution wy is the flow response to a sinusoidal
gust. Investigation for a static, not moving, aircraft during a ‘1-cos’ gust encounter
can be performed expanding the disturbance in a Fourier series, similarly to the

process described for the coupled system.

2.4 Numerical Methods

Numerical integration in time of the coupled model is performed for flight dynamics
with Eq. (2.50)) and for fluid equations with Eq. (2.53) in a strongly-coupled loop
using dual time-stepping [79]. Data is exchanged between the two subsystems at

each inner iteration and solution updated.

Focusing first on flight dynamics equations, their integration is usually achieved by
means of two well-known numerical schemes, specifically the backward finite difference
scheme and the S-Newmark method [I04]. The former is based on approximating the
time-domain derivative in Eq. with a second order finite difference scheme,

T 2 T

- = — | —w
dt At \2 "

-2 4 Juft ) (2.66)

where At is the time step and the superscripts (i), (i — 1) and (i — 2) represent
the current and previous two time steps, respectively. Substituting Eq. (2.66))
into Eq. 1) provides an update to wﬁz),

o 2AtRY 4 4wl Y

(%)
w, 3

(2.67)

This is performed when integrating flight dynamics with Eq. . Regarding the
B-Newmark scheme, it is widely adopted by the structural community to integrate
modal equations. Applying the scheme to Eq. with 8 = 1/4 and v = 1/2, an
update of the generalised coordinates and their time derivatives is

dﬂ(ifl) At?

n® =n=Y 4 At ot MT'F (2.68)
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Figure 2.4: Example of structured and hybrid grid.

dﬂ(i) B n(i) — 17(2'—1) B dﬁ(i—l)

dt At dt (2.69)

Focusing on the aerodynamics subsystem, a solution is obtained following a two-steps
procedure [23]. First, a number of grid points is placed in the physical space with a
body-fitted approach so that the point distribution follows the body shape. Two kinds of
computational grids (also known as meshes) can be obtained from the points distribution
and they are called structured and unstructured grids, respectively. Regarding the former,
lines connecting grid points form quadrilaterals for two-dimensional structured grids as
shown in Fig. The regular structure leads to very fast computations, simpler
programming algorithms and a well-banded Jacobian matrix. However, structured
grids require long time to be produced because human involvement is often needed [23].
Conversely, unstructured grids have lines forming triangles as well as quadrilaterals
for two-dimensional geometries and they can be automatically generated. However,
particular care must still be paid to geometric elements closer to solid wall in order
to get good quality flow solutions in the boundary layer [23]. A trade-off is provided
by hybrid approaches where the region close to the body wall is structured and the
remaining domain is unstructured, as shown in Fig. for a two-dimensional test

case. Hybrid grids are used in this work for all test cases.

Once the spatial discretisation is ready, the calculation is performed with a numerical
method. The most popular ones are finite difference [114], finite element [145] and
finite volume [98]. The latter one is the most popular method of the three and it is
adopted in this work for three-dimensional test cases. Physical space is discretised
in polyhedral volumes and the conservation laws are solved in an integral form. In
addition, some advanced techniques which are referred to as meshless [13] are adopted
in this work for two-dimensional test cases. They do not require the grid points to

be connected by lines and are based on point clouds to solve the differential form
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of governing equations. Thus, volumes are not calculated explicitly. Meshless meth-
ods are very promising for complex geometries since the number of points around a
sensitive target such as spoilers or gaps can be increased arbitrarily. However the
main drawback is the conservation of mass, momentum and energy which is not guar-

anteed because of lack of the telescopic property [85].

2.4.1 Radial Basis Function Interpolation for Grid Deformation

Grid deformation is used in this work to couple aerodynamics and flight dynamics.
In particular, the rigid body motions calculated by the flight dynamics module are
transferred to the CFD solver by means of grid deformation. This is performed with radial
basis function (RBF) interpolation [47, [100]. Note that exact values of displacement
are available for boundary points (i.e. points on body surfaces and far field) since they
are computed as a combination of rigid-body motions by the flight dynamics solver.
Interpolation affects points in the flow domain only. The displacement S(x) of points

in the flow domain is related to the position x; of the boundary points,
np
S(x) =p(@)+ > a;é ||z — ) (2.70)
j=1

where ny, is the number of boundary points, ¢(||z — x,[|) the radial basis function used
as interpolator and p(x) = B - a polynomial accounting for rigid-body motions. The
coefficient vectors o and 3 are unknown and they must be calculated. The interpolating
functions are chosen among various formulations given in the literature. They are
divided in two categories, specifically global and compact support. The deformation
is applied to all the grid points when a function with global support is used and a
summary of global radial basis functions is given in Table [2.1] Conversely, functions
with compact support are applied to a certain area only and involve fewer points [47].
The calculation of the interpolating coefficients is based on two conditions. The

first is that the displacement at boundary points is exactly d,
S(xp) = dy (2.71)

In addition, all the polynomials ¢ with degree less than p should meet the following re-

quirement [47]:
np
Z ajq (wy,) =0 (2.72)
j=1

Limiting the derivation to two-dimensional problems with no loss of generality, we
can derive the RBF equation for two degrees-of-freedom x and y. The polynomial

p can be chosen as p(z,y) = 1 + Pe2x + [3y to take into account rigid motions in
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Table 2.1: Most common types of radial basis functions.

Function ¢ Name
e Gaussian
1+ p? Multiquadratic

2 Inverse quadratic

p¥log(p) k€ Nt | Polyharmonic spline

p*log(p) Thin plate spline

The distance p is usually the Euclidean norm
p = ||lxa — xp|| between vectors x4 and xp.

the z and y direction and in-plane rotations. Numbering the boundary points from
0 to np, the system in Eq. (2.73]) gives the values of e and 3

[ dy, ] [ 1oy, oy | [ ]
: M, 1

db"b = 1 Loy, Yo, Oy, (2.73)
0 1 1 1 0 0 0 8
0 Ty, - Tb,, 0 O 0 5o

Lo Lww oo, 000 0 ]| 8]

The submatrix My is calculated applying the radial basis function to each pair of bound-

ary points as follow

#(0)  P(p12) - d(p1m,)
M, — o) (P'Z,l) ¢(0) e @ (p'Q,TLb) (2'74)
: : »(0) :
¢ (pny1) G (Pny2) - 9(0)

with p; ; = \/(xbi — xp,)? + (Y»; — yp,)?. The thin plate spline radial basis function
#(p) = p?log p is a good trade-off between high-accuracy and computational cost [47].
It was chosen to perform grid deformation in this work and its application to a 10
degrees flap deflection is shown in Fig. Note that the deformation at boundary

points is exact, while locations of all other points are proportionally modified.
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Figure 2.5: Grid deformation using RBF interpolation for aerofoil with a 6 = 10 deg flap
deflection.
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Figure 2.6: Disturbance velocity method for gust simulations.

2.4.2 Disturbance Velocity Method for Gusts

Gusts are assumed to be disturbances in the flow velocity only and they are modelled
with disturbance velocity method [73]. It relies on the existing space discretisation to
alter the velocity of grid points according to the gust shape. Hence, gust velocity is
mathematically treated like grid velocity and an additional term is added to unsteady
residual calculation for the disturbance. In practice, this is achieved by altering the
velocity U in Egs. for every grid point according to the gust shape. The
process is illustrated in Fig. with a simple two-dimensional schema representing CFD
grid points, prescribed gust shape and grid point velocities. At the beginning of the
simulation, grid point velocities are altered upwind the aircraft as shown in Fig.
They depend on the gust location as defined by certification regulations for longitudinal
gusts [57]. Specifically, only points which are located inside the gust length are altered

for a ‘1-cos’ shape. Since no dependence on the points’ vertical positions is specified by
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regulation, velocities are altered between the top and bottom domain boundaries. This
is represented in Fig. because the disturbance is propagated vertically everywhere
in the region which falls between the gust’s horizontal beginning and end. When the
simulation advances in time, the region to alter is updated as well by assuming that
disturbances travel with free-stream velocity. This simulates a travelling gust which
depends on time as well as spatial coordinates. When the gust hits the body surface, the
disturbance is applied to the surface grid points as well. This situation is represented in
Fig. [2.6(b)| where the aircraft is depicted surrounded by the disturbance. Although its
most common applications are longitudinal gusts, the disturbance velocity method has
been adopted to simulate lateral gusts as well [73]. In such cases, the alteration concerns
the lateral velocity and it depends on the lateral coordinate while the disturbance is

propagated everywhere in the horizontal and longitudinal directions.

When the system’s gust response is concerned, the disturbance velocity method
provides the right-hand side of LFD computations. Focus is on aerodynamics only since
the residual Ry in Eq. (2.65) becomes a function of grid point velocities,

R; = R¢(wy, w,, ) (2.75)

where & is the vector of grid point velocities and @ the corresponding point loca-
tions. Thus, the right-hand side in Eq. (2.65)) is formulated with the complex-value

variable A and the LFD equation becomes

OR; OR;

with & = Ze*. The partial derivative 86% is calculated with finite differences by altering

grid point velocities,

aRf _ Rf(wfo,wro,a'co + E) — Rf('wfo,wm,a':o — 6)
oz 2¢

(2.77)

Note that the flight dynamics subsystem is not affected by gusts directly and its residual

does not depend on grid velocities, 881:? = 0. Thus, if the partial derivative of the
coupled residual %—g is needed, for example to solve Eq. 1) it can be obtained by

padding the partial derivative of the aerodynamic one with the appropriate number

T
of zeros, %—1; = [%, O} . The disturbance velocity method has proved to be effective

when compared to a resolved gust approach for both fluid-only [73] and multidisciplinary
simulations [I40]. Influence of the body on gust disturbances is neglected and this

assumption has proved to be valid for all the gust lengths required by certification [140].
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2.4.3 Computational Fluid Dynamics Software

Two CFD solvers are used throughout this work. The first is an in-house code and it
uses a meshless scheme to solve Euler, laminar and Reynolds-averaged Navier—Stokes
equations (with the Spalart—Allmaras turbulence model) [85, [86]. The computational
domain is populated with a cloud of points and a preprocessor is in charge of identifying
a number of so-called star points, i.e. points where fluid unknowns are stored. A
stencil of neighbouring points is build for each star point in order to perform spatial
discretisation. Osher’s approximate Riemann solver is used to evaluate the convective
fluxes between each point and the points in its stencil. The gradients of the flow
variables are reconstructed with the least squares method and used to provide a higher
order reconstruction of the interface values for the Riemann problem. A fully implicit
scheme is applied using local time stepping for steady-state convergence acceleration,
while the unsteady, time-dependent equations are solved with a dual-time integration
scheme. The LFD formulation in the in-house CFD code has previously been verified for
the aerodynamic subsystem in [17, [139]. It is based on a first-discretise-then-linearise,
matrix-forming approach with an analytical, hand-differentiated Jacobian matrix. The
iterative solver used for linear systems resulting from both the fully-implicit scheme
and to perform LFD computations is the generalised minimal residual solver (GMRES)
with complex arithmetic [123]. Preconditioning uses block incomplete lower-upper
factorisation. Gusts are introduced with the disturbance velocity method [73].

The second CFD solver is DLR-TAU from the German Aerospace Centre (DLR). It
is based on the finite volume method and it is widely used in the European aerospace
sector. Validation of the code is available in the literature for steady [125) 133] and
unsteady cases [103, 133]. RANS equations in conjunction with the Spalart-Allmaras
turbulence model [132] are solved. Inviscid fluxes are discretised applying a central
scheme with scalar artificial dissipation of Jameson, Schmidt and Turkel [80]. Exact gra-
dients used for viscous and source terms are computed using the Green-Gauss approach.
Steady-state solutions are obtained using backward Euler method with lower-upper
Symmetric-Gauss-Seidel iterations [56] and local time-stepping. Convergence is acceler-
ated by applying a geometric multigrid scheme. Unsteady simulations are performed
with a dual-stepping method combined with a second order backward Euler scheme.
Regarding LFD, the Jacobian matrix is hand-differentiated and a generalised conjugate
residual solver with deflated restarting is used to solve arising linear systems [1506].
Preconditioning is provided with a block incomplete lower-upper factorisation of the
Jacobian matrix with zero level of fill-in applied. Similar to the in-house code, gusts

are introduced with the disturbance velocity method.
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Chapter 3

Reduced Order Modelling

The model reduction technique is described in this chapter. Starting from the full
order equations, a smaller model is obtained which contains all the information needed
to reconstruct the behaviour of the full order model at a fraction of the original
computational cost. The reduction is performed by projecting the Jacobian matrix of
the coupled system onto a small modal basis. Regarding the reduced model construction,
modes to populate the basis are calculated with either one of two techniques, specifically
operator-based and data-based mode identification.

Operator-based identification is based on eigenmode decomposition of the Jacobian
matrix. Eigenvectors related to flight dynamics are extracted from the system without
computing the whole set of eigensolutions. The procedure is performed for both adjoint
and direct eigenproblems. The second data-based approach relies on the snapshot
method. The coupled system is sampled at discrete frequencies and a snapshot matrix
is assembled with the results. Proper orthogonal decomposition (POD) is applied to

the matrix and modes representing the system’s response are obtained.

3.1 Model Reduction with Matrix Projection

The system in Eq. (2.54) is expanded in a first order Taylor series around an equi-
librium state with R(wo,wqg,ucg) =~ O,
dw OR OR

T R(w,ug,u.) = Aw + 8—udﬂd + T%NC +0 (!ﬁ|2, [ug)?, |ﬁc|2) (3.1)

where w(t) = wp + w(t) and accordingly uq(t) = wgg + wa(t) and w.(t) = uco + wc(t).
The matrix g—fd is referred to as gust matrix and the product g—iﬁﬁd is used to introduce
gusts modelled with the disturbance velocity approach as described in Section In
particular, the vector u, depends on the gust shape to be simulated since it represents
the phase lag between points due to the excitation. The flight dynamics residual does

not directly depend on the gust disturbance and g—fd is padded with zeros accordingly.
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Similarly, the term g—fc is calculated with finite differences and it models the effect

of control surface deflections on the aerodynamic residual.

The Jacobian matrix A of dimension n xn, with n = ny+n,., is partitioned into blocks

A= ( Arr Apr ) (3.2)

Arf Ay
with
o ORy Ar — ORy
11 a’wf ’ Ir a’wr (3.3)
_ 4 0fa _Of. df. o
Arg = C@wf’ Arr = ow, +C 0o Ow,

The diagonal blocks Ay and A, are fluid and flight dynamics Jacobian matrices, re-
spectively, whereas the off-diagonal blocks describe the coupling terms. Specifically, the
matrix A,y describes the dependence of the integrated aerodynamic forces on the fluid un-
knowns and A, represents fluid excitation due to the flight dynamics degrees-of-freedom.
The term % relates a change of aerodynamic forces to a rotation of surface normals o

while keeping the flow variables fixed. The overall term C %f; aaTgT is neglected in the cur-

rent investigation since it is small in comparison to g f; < which contains structural mass
s

and moment of inertia [9]. Both aerodynamic and structural blocks, specifically Ay
and A, are square and the former is the largest one since ny >> n,. The off-diagonal
blocks Ay, and A, are rectangular with shape ny x n, and n, x ny, respectively. Note
that the size in terms of state variables of the aerodynamic subsystem is O(ny) > 107

when using CFD while the size of the flight dynamics one is much smaller, O(n,) = 10.

The model reduction is obtained by projecting the Taylor series in Eq. (3.1]) onto a
smaller modal basis [39]. Specifically, right and left bases are used and they are named

® and U, respectively. They are built by choosing m appropriate modes,

right: @ :< oM, @ . M )
(3.4)
loft: W= (g0, >, )
scaled to satisfy the conditions
(@D, 6Dy =1 and (V) ¢V)) =1 Vj € [1,m] (3.5)

where the Hermitian inner product (z,y) is defined as &’y. The projection is per-

formed with the transformation of variable

w=>z, zeC" (3.6)
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and pre-multiplying with the left modal basis W. Thus, the vector z contains the
reduced order unknowns. Including complex conjugate pairs in the modal basis in
Eq. gives a real-valued vector w in Eq. . This simplifies reconstructing
physical quantities from the reduced model while doubling its negligible computational

cost. The reduced order model (ROM) is then expressed as

dﬁ:q:HAéer\pHa—RadeaR

vHp
dt ouy ou,

U (3.7)
and integrated in time to obtain time-domain response z(t). Initial conditions for the

integration are computed inverting the transformation in Eq. (3.6) with
z= (%) v (3.8)

Note that if bi-orthogonal bases are used for which W#® = I, Egs. and can
be simplified. That is the case, for example, when direct and adjoint eigenvectors of
A populate the right and left modal bases, respectively. However, the assumption of
UH® = I does not apply in general and here a more general formulation is described. As-

A

suming complex harmonic excitation @y = ttge™ and @, = G.e and complex harmonic

response z(t) = 2zeM with A € C, Eq. (3.7) can also be rewritten in frequency domain,

_@Hajﬂd_@HaR

UH (A -\ D2 =
( /\) o 8ud 8uc

U (3.9)
Exploiting Eq. is more convenient for responses to sinusoidal external excita-
tions since it provides a reduced form of Eq. directly in frequency domain.
Equation is adopted for time-domain integration of the ROM. However, re-
sults can be translated a posteriori in either time or frequency domain since both
equations lead to the same mathematical solution.

The modal bases in Eq. must be built from modes representing the dominating
system behaviour. Two procedures, named operator-based and data-based modal

identification, are proposed in the following to calculate these modes.

3.2 Operator-based Modal Identification

This section describes the first of two identification methods which are employed in this
work. The modes provided for the reduction are the ones traditionally considered in
the field of flight dynamics, i.e. short period and phugoid in the longitudinal plane for
example [34], 155]. They are computed by following the evolution of rigid-body modes
when aerodynamics is gradually added to the system. The identification is composed of
three steps. First, the flight dynamics subsystem is not coupled with the aerodynamic
one. The eigenpairs of the flight dynamics set of equations, which now correspond

to in-vacuum rigid-body modes, are easily computed with direct methods. Secondly,
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the coupling with the aerodynamic subsystem is introduced with a mathematical
parameter 5 which ranges from 0 (uncoupled subsystems) to 1 (fully coupled system).
Thirdly, the interval [0, 1] is split into a number of intermediate values and for each
one, in turn, a tracing procedure is started from the converged solution at the previous
value of 3. The tracing is needed because both eigenvalue and eigenvector change
when the coupling between flight dynamics and aerodynamic is introduced for § > 0.
The mathematical details are provided thereafter for the identification as well as the
tracing procedure which is based on Newton’s method.

The system in Eq. (2.54) is expanded by means of Eq. (3.1 and translated into

Laplace domain with complex-valued variable A € C by assuming w = we™.

AG = AW (3.10)

The external forcing terms are ugy = u. = 0 for operator-based identification. Solving
Eq. (3.10) leads to the direct and adjoint eigenvalue problems for which the solu-

tion vector w is named ¢U) and ¥, respectively
(A - )\(j)I) oD =0  and (AT - /\(j)I> PV =0  Vie[l,m] (3.11)

where (A9, 1)) and (A9),4)1)) are the corresponding eigenpairs. A subset of m direct
and adjoint eigenvectors related to flight dynamics degrees-of-freedom is included in
the modal bases for the model reduction. Notice that in this case the conditions in
Eq. are satisfied due to the bi-orthogonality of eigenvectors,

(D" =g and (@Y. 6W) =0 Vjike[lm] (3.12)

where §;;, is the Kronecker delta. Thus, the projection in Eq. (3.7) is a Petrov-Galerkin

one with test base W.

Focusing on the direct problem first, two equations in Laplace domain are ob-
tained by applying the partitioning in Eq. (3.3),

(Aff _ A(jn) o) = —Ap0Y) (3.13)
( A =A@ I) o) = 4,0 (3.14)

A small non-linear eigenvalue problem of dimension n, is formulated by isolating

the flight dynamics part of the direct eigenproblem,
. NN .
[ (AM - AU)I) — BAy (Aff - A(J)I> Afr] o) =

s ( A(j)) o9 =0
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where S ()\(j)) is the spectral Schur complement of (Aff — )\(j)I) in (A — )\(j)I). An
artificial weighting factor g is introduced to gradually add the coupling effect be-
tween aerodynamics and flight dynamics. Specifically, when § = 0, no aerodynamic
influence on the rigid-body motions is taken into account since the interaction term
BAf (Aff — )\(j)I)71 Ajp, = 0. Conversely, when 3 = 1, the system is fully coupled
since the interaction term is taken into account when solving the eigenvalue problem.
This provides a way to mathematically tune the influence of aerodynamics on the
rigid-body degrees-of-freedom and improve convergence. Newton’s method solving for
()\(j), ¢£j )) is used to trace the evolution of the rigid-body degrees-of-freedom starting
at 8 = 0 to the coupled eigenvalue at 5 = 1. The tracing for flight dynamics modes
is not trivial and the details are given in Section The corresponding fluid part
¢§cj) of the eigenvector is calculated for the converged solution (A(j),¢£j )) at f =1

by solving one additional linear equation per degree-of-freedom
(45s = 291) 6 = —a7,0) B-13)

The computationally expensive part of Eq. is the repeated evaluation of the
interaction term A, (A f— AT ) 4 #r depending on the solution A9 For small-sized
problems, this matrix can be computed with direct solvers whereas iterative methods
have to be applied for industrial test cases [156]. This can lead to convergence problems
since the eigenspectrum of the system can easily contain millions of eigenvalues and the
flight dynamics eigenvalue might be within the cloud of aerodynamic modes. Specifically,
when this happens the matrix (A ff— A9 1 ) is almost singular which, in turns, generates
convergence issues when computing the interaction term A, (A [T A9 )71 Ay, or
solving Eq. (3.13)). A Taylor expansion for A0 = A((Jj ) + /\gj ) was proposed in [9], [143]
to alleviate the problem of tracing eigenpairs related to aeroelastic problems inside
the cloud and provide a speed-up. The inverse of Ay — AT becomes

(4ss - )\(j)I>—1 — (4 - Agj)l)_l 29 (A7 = 2T) TLo(A9PR)  (3.16)
where )\Ej ) represents a small variation of AU from a reference value Agj ). The expansion
can proceed with high-order terms but in-house tests have shown that no major benefits
are obtained beyond second order. The reference value Aéj ) can be given by a previously

converged solution or by the rigid body eigenvalue.

Challenges addressed by the operator-based identification, which might not be clear
from the mathematical formulation presented so far, are described next with a schematic
eigenspectrum of a coupled Jacobian matrix for a system involving CFD aerodynamics,
flight dynamics and elastic structure shown in Fig. [3.1] The tracing of flight dynamics
eigenpairs is compared to the one of elastic modes in order to provide a clear explanation

since the latter is currently used for industrial and research applications [142]. A
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Figure 3.1: Schematic representation of an eigenspectrum for coupled system involving CFD
aerodynamics, flight dynamics and structure.

large region of the spectrum in Fig. [3.1]is occupied by aerodynamic eigenvalues. They
form a cloud which starts from the origin and spread out in the complex plane with a
characteristic dome shape. Assuming no structural damping, structural eigenvalues are
located on the imaginary axis since they have a non-zero in-vacuum frequency. When
aerodynamics is coupled with elastic structure, structural eigenvalues move from their
original location to a new position which has non-zero damping as well as non-zero
frequency [I43]. Their new location is usually outside the cloud of aerodynamics modes.
Their tracing can start from in-vacuum eigenpairs and follow the evolution of the
eigenvalues in the complex plane without encountering any fluid eigenvalue. Regarding
flight dynamics modes, a different behaviour is expected. They originate from rigid-
body modes which all have both zero frequency and damping when aerodynamics is not
included in the system. Hence, all eigenvalues related to rigid-body dynamics are located
in the origin of the eigenspectrum when no aerodynamics is included. They move to
new locations which have both non-zero damping and frequency when aerodynamics is
added. Usually, their final positions are inside the cloud of aerodynamic eigenvalues.
Two challenges are identified. First, the operator-based identification must be able to
trace flight dynamics eigenpairs inside the cloud of aerodynamic modes. This could
be a problem for the calculation of the interaction term in Eq. since a A very
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close to an aerodynamic eigenvalue leads to an almost singular matrix (A i N )
Secondly, the starting point for the tracing is not as clear as for structural modes
since all eigenvalues are located in the origin at the beginning of the tracing. Both
challenges must be addressed by the operator-based identification for a successful model
reduction and solutions are provided in the next chapters.

The description of the operator-based identification proceeds with the adjoint
formulation for which the same challenges must be solved. The adjoint eigenvalue
problem, the solution of which is needed for the model reduction, is derived from
the adjoint formulation in Eq.

(AT _ A(j)f) P9 =0 (3.17)
for the adjoint vector ¥(). Note that 9() is also split in fluid and flight dynamics
unknowns, ¥ = [, v,]7, and the matrix A7 is written as

AT AT
T _ Ir rf
() o

according to the partitioning in Eq. (3.2). Equation (3.18)) is substituted in Eq. (3.17))

and a system of two equations in Laplace domain is obtained,

(A?f _ )\(j)]) Q;J(cj) = —Afftﬁﬁj) (3.19)
< AT _2\0) 1) ) = —AT ) (3.20)

Isolating ':,E;] )in Eq. (3.19)) and substituting it into Eq. (3.20)) leads to the adjoint equation

{ (AZT - A(ﬁf) —8AL, (Aﬁf - A(j)I>_1 AZf}qﬁﬁj) =0 (3.21)

which is enhanced by introducing the artificial weighting 5 and solved iteratively with
the same techniques adopted for direct eigenpairs. The flight dynamics part of the
adjoint eigenvector is obtained when g = 1. Manipulating the interaction term using
the equality (ABC)T = CT BT AT | this equation can equivalently be formulated as

{ (4L, -\01) - [A,nf (4gs - A(j);)_l Aﬂr L) =
(3.22)

ST ()\(j)) 1,57(]) _

and it is compared to Eq. (3.15)). Note that the interaction term, which is the com-
putationally expensive part of the adjoint equation, can be obtained for the adjoint

problem from the computations performed for direct eigenvectors. This provides an
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important way to save computational time by storing the interaction terms when solving
Eq. and reusing them to solve Eq. . The fluid part of the left eigenvector
is then calculated by solving the adjoint problem in Eq. .

The derivation so far has previously been described as Schur complement method [9].
The full order CFD solver is rearranged and directly employed during the solution of
the small non-linear eigenvalue problem in Egs. and . The relation to more
classical analysis via dynamic derivatives is apparent. This is described next in order to
show the equivalence of the interaction term with dynamic derivatives. Substituting
the definition of A, into Eq. , the interaction term is expressed as

Ofa
Owy

Ay (Ags - /\(j)I>_1 Agp = C22% (a7 = 20T A (3.23)

The term (A i A9 1 )71 Ay, is associated in Eq. 1’ with the response of the fluid

unknowns to excitations in the flight dynamics degrees-of-freedom,

Ofa fa 8u’f _ Ca.fa
Owy Owy Ow, - ow,

N1
Co2 (Agp = 2A0T)  Ap=C = CQ (3.24)
Thus, the matrix () describes the transfer function relating flight dynamics motions to the
aerodynamic forces by means of complex-valued dynamic derivatives of the aerodynamic
system [43], 121]. The direct and adjoint eigenvalue problems in Egs. (3.15) and (3.22)

are then rewritten using dynamic derivatives as

[ (AM — )\(j)I) n BCQ} o9 =0 and [ (Afr _ A(j)l> + 5QTCT} P9 =0 (3.25)

Relying on the fact that real and imaginary parts of AU correspond to damping and
frequency, the dynamic derivatives are pre-computed for a finite number of complex
harmonic motions corresponding to points in the complex plane. This can be done
directly in Laplace domain by solving Eq. or using time-domain methods described
in the next section. Interpolation techniques are used to calculate dynamic derivatives
for pairs of damping and frequency not sampled. Note that the same derivatives are
used for both direct and adjoint problems. In addition, the latter equations are identical
to Eqgs. and , if Q) is computed for each point in the complex plane.

A simplification arises by neglecting the damping during the computation of the aero-
dynamic influence, similar to the p-k method for flutter analysis [72]. As a consequence,
the matrix ) would depend on frequency only and pre-computed for simple harmonic mo-

tions.

3.2.1 Dynamic Derivatives from Time-Domain Simulations

When solving Eq. (3.25)), a crucial point for accurate results is the pre-computation

of dynamic derivatives, i.e. the entries of the matrix ). Two strategies are employed,
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specifically in frequency-domain and in time-domain. The former is based on solving
Eq. in turn for each degree-of-freedom with an LFD solver. This is the standard
procedure adopted in this work since it speeds up the computation of the reduced
model. Regarding the latter, dynamic derivatives are calculated from time-histories of
time-domain forced-motion simulations. Both methods lead to the same results and the
latter provides a verification for LFD results. It is described in detail in this section.

In literature, approaches based on the Fourier transform were proposed to calculate
the frequency response which links input (forced motion) to output (aerodynamic
coefficients) [43]. However, such approaches are limited to pure harmonic motions
and they cannot account for damping. So, a different procedure is needed when the
matrix () have to be calculated for points in the complex plane in order to solve,
for example, Eq. . Two parameters are taken into account, decay ratio v and
reduced frequency w which are real and imaginary part of the complex number A\ € C,
respectively. Forced motions can have any combination of these two parameters, leading
to simulations for simple harmonic motions as well as decaying ones.

The method is described now in detail. The flight dynamics degrees-of-freedom are

excited in turns. Denote « as the forced variable. Its time-history is given by
a(t) = aper @)t = qpett (3.26)
as function of the time ¢. In practice, the motion imposed in a forced simulations is

. T
a(t) = ape sin (wt + 5) (3.27)

which corresponds to the real part of Eq. (3.26). A small amplitude must be
chosen for ag in order to stay in the linear range. The generic aerodynamic
coefficient C, represents drag, lift or moment coefficient and it is expressed in

time-domain using dynamic derivatives as

Cy = Cyo + Craa + Crad (3.28)
with Cyg, Czq and Cpg to be determined. Substituting Eq. in Eq. ,

Cyp = Capo + 9Ch, (N)eM (3.29)

Co(N) = Co + ACag (3.30)

the complex-valued dynamic derivative @a () is defined as function of the complex num-
ber .

The calculation of the dynamic derivative éza starts from assembling a matrix D
from the time history of the forced motion simulation. It has dimension n; x 3 with n;

the total number of time steps. Each column contains the coefficient of the three
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unknowns Cyg, Cp, and Cy4 in Eq. (3.28),

1 (05} dl
D = : : : (3.31)

1 on, o,

Note that the first column is filled with 1 to account for a constant shift whereas «; and
a; represent the value of the flight dynamics variable and its time derivative at the time
step ¢. If not available, the time history of & is obtained by differentiating numerically the
time history of a. The vector B is then assembled with the time history of the coefficient
Cyy B =1[Cy1,...,Cqp,,]T. The condition in Eq. must be satisfied for each time

step of the forced motion simulation. Thus, a overdetermined linear system is obtained
DC, =B (3.32)

with Cg = [Cyo, Cy,, Cra). The unknown vector Cy is determined using the Moore-

Penrose inverse matrix [I11],
C.,=(D'D)"'D"B=D*B (3.33)

with the 3 x 3 matrix DTD to be inverted. This approach can be interpreted as
a least squares curve fitting of the time-domain data [92]. The dynamic deriva-
tive @ca is then calculated using Eq. . The calculation of multiple dynamic
derivatives is performed by computing the matrix D* once and changing in turn the

vector B for coefficients of drag, lift and moment.

This method was extensively used to calculate the dynamic derivatives from URANS
data and compare their values against the corresponding LFD evaluation. The forced
motion simulations must have small amplitudes since the ultimate target is a linear
reduced order model. A value of 0.01% reference length is chosen as amplitude of
forced harmonic motions when computing dynamic derivatives through the thesis. No
attempt is made to compare the LFD results to non-linear URANS simulations with
large amplitudes. An example to illustrate the computation of a dynamic derivative
from time-domain data is provided next. Results from a forced motion simulation for
the vertical velocity of a two-dimensional wing-tail configuration is shown in Fig. [3.2(a)
The oscillation frequency w is expressed in a non-dimensional way by defining the
reduced frequency k = wb/U,,,where Uy is the flow-stream velocity and b is the reference
length. A value of £ = 0.05 and an amplitude of 0.0001 chord length were employed
to produce the results for Fig. They show the evolution of lift coefficient when
the vertical velocity changes and the phenomenon of hysteresis is clearly visible. The
dynamic derivative was estimated as GLZ = 12.74/167.5° using the method described

in this section. This value was confirmed by an application of the Fourier transform
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Figure 3.2: Dynamic derivatives relating lift coefficient to vertical velocity.

to the time-domain data since no damping was included. The same procedure was
repeated for forced motion simulations with the same amplitude but different reduced
frequencies in order to show that LFD and time-domain approach lead to the same

results as expected. The variation of the dynamic derivative with the reduced frequency
is shown in Fig. [3.2(b)l LFD results were obtained by solving Eq. (2.64)) directly.

3.2.2 Newton’s Method for Mode Tracing

Newton’s method is the core tool to perform the tracing during the operator-based
identification of flight dynamics eigenpairs. Note that, as already stated at the beginning
of Section the tracing is needed to compute the eigenpairs at a larger value of
the coupling parameter S and starting from 8 = 0. When the coupling value is
increased, i.e. § is increased, the eigenpair evaluated at a smaller coupling provides
an initial guess for the computation of the eigenpair at the larger coupling level. The
evaluation is performed with Newton’s method until convergence is reached. At the
end, the converged eigenpair at 5 = 1 represents the flight dynamics mode which
can be used as one column of the modal basis in Eq .

In general, Newton’s method is particularly suitable to find the root * of a vector
function, i.e. F(x*) =0, and it is here described briefly with focus on the solution of
Egs. (3.15) and (3.25)). The mathematical formulation of the iterative method is obtained
by expanding the function F in a first order Taylor series around a point x. This leads to

oF
F(:ck+1) = F(zr:k) + T(wk+1 - iL'k) (334)
T
where x 1 is a generic point in the neighbourhood of x; and gTFk is the Jacobian matrix

containing the partial derivatives of F' with respect to . Assuming F(xyy 1) = 0,
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we have a new approximation for the solution ,

OF

mmizmk—(&m)_3F@w (3.35)

The method works by replacing locally the function with its tangent (subject to the condi-
tion of a non-singular Jacobian matrix) and using this assumption to locate the zero [114].
An initial guess xq for the first iteration must be provided. The methods converges if
the initial guess is close to the solution, i.e. it lies in a suitable neighbourhood of the
solution x*. Quadratic convergence is obtained if xg is close to * otherwise the method
provides linear convergence or diverges. The order of convergence degrades to 1 also in
case of solution with multiplicity greater than 1. A relaxation parameter m is included

to facilitate convergence so that the equation for the modified Newton’s method becomes

xquxk—ml<8F>_3F@w] (3.36)

oxy,
and an a priori knowledge of m is required.

In the specific case of flight dynamics mode identification, the tracing proce-

dure for the modes concerns the solution of

FOW, ¢0) = [ (AM B AU)I) ’ ﬂOQ} =0 (3.37)

(@0, 0 — 1

according to the workflow depicted in Fig.|3.3] Specifically, Eq. represents the
direct problem in either Eq. or with the additional condition of unit norm
for the eigenvector. Applying the tracing to the adjoint problem is straightforward once
the direct problem is solved. Particular focus is on the evaluation of the Jacobian matrix
by means of partial derivatives of interaction term (. The unknown eigenvalue AU
and the eigenvector ¢$j ) are split in real/imaginary part and collected in the vector
= [Ar, A1, dr, ¢1]7 with Ag = ROD), Ar = S(AD)), ¢r = R(¢)) and o7 = S(¢¥).

The set of equations to solve, including the condition for unitary norm of ¢£j ), becomes

((Arr — ARl + BCQR) ¢r + (M1 — BCQr) ¢pr =0

(Arr = ARI 4 BCQR) ¢1 — (M1 — BCQ1) pr =0
F(Ar, A1, or, ¢1) = (3.38)
Pror+ ¢ 1 =1

\ dhdr — ¢ pr =0
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Figure 3.3: Tracing procedure for flight dynamics and the elastic eigenpairs.

with the last equation always satisfied. The Jacobian matrix is derived as

oF
ox

OF
AR
OF;
Y

0

OF
O
OF;
O

0

with derivatives explicitly given as

oF,
OAR

oF,
o1

oF,
OAR

OF,
OAf

Apr — ARI + BCQRr Al — BCQg
Al + BCQ; Apr — ARl + BCQR
(3.39)
2¢7 207
b7 Pk
B 0Qr 0Qr
= <—I + 508)\R> dr — 5Cm¢l
L 00QR 0Qr
= ﬁCT)\[gbR + (I - 506)\1) b1
(3.40)
_ a0Qr OQr
= 50%(751% + (I + ﬁc%) g
B IQr OQr
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with vertical velocity.

Splitting complex numbers in real and imaginary parts is needed in order to compute

; ot 0Qr 0Qr 0Qrp 0Qr ;
the partial derivatives Dan DA oo and VR In fact, no assumption can be made

regarding the function Q(\) and, in general, it does not satisfy the Cauchy-Riemann
equations to be complex-differentiable so that the existence of the complex-valued
derivative %—g with A € C is not guaranteed [88]. The partial derivatives are computed
for the Schur formulation in Eq. since CQ = A,y (Aff — )\(j)I)_l Ay,. However,
when the dynamic derivatives method is employed, they are usually calculated with
finite differences since @) is only available in specific points of the complex plane
and reconstructed with two-dimensional interpolation. A complex-valued entry of
the matrix @ is presented in Fig. [3.4] as representative entry. Its value depends on
the real and imaginary part of the eigenvalue and both magnitude and phase are
presented with three-dimensional maps. Specifically, interpolation based on Delaunay
triangulation is used in this case [48]. It is clear that the entries of ) do not satisfy

the symmetry condition required to be complex-differentiable.

The initial guess, which is needed to start the iteration of the Newton’s solver, is

evaluated for a given value of 8 by solving the eigenvalue problem
<AW A7 4 5(1@5) D =0 (3.41)

for which the stability derivatives Qs are used to approximate (). They can be obtained
by either direct calculation or evaluating the dynamic derivatives at frequency zero. This
approach leads to successful tracing for both flight dynamics and also for aeroelastic
eigenpairs so that the same framework can be used for both problems. A verification of

the implementation with a reproduction of bibliographic data is provided in Appendix B}
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3.3 Data-based Modal Identification

The snapshot method [130] is adopted to interpolate the response of the coupled
system involving CFD and flight dynamics subject to sinusoidal disturbances. A
snapshot matrix S of dimension n x m is obtained by combining m solutions of
Eq. , which is restated here for convenience,

(A= X)w = —gizﬁd (12.59))
for frequencies in the range of interest. The number of snapshots determines the number
of possible modes. Producing the snapshots is the computationally expensive part of
the method since m complex-valued linear systems with leading dimension n need to be
solved. Equation involves the coupled Jacobian matrix and it can be solved with
the same strategies used for the interaction matrix described above, i.e. direct or iterative
methods according to the size of the system. This is in contrast to the usual practice
which focuses on the application of Eq. for the aerodynamic subsystem only. This
coupled formulation allows to use the theoretical framework for the model reduction
provided in Eq. with modes computed using the data-based identification.

Proper Orthogonal Decomposition (POD) is then applied to the snapshot ma-
trix S with POD modes ¢ defined as

¢V = S, Vi e [1,m] (3.42)

where each entry of the vector v; represents the contribution of the corresponding
snapshot to the mode ¢(j). The condition that v; lie along the principal axes of

the space spanned by S leads to the eigenproblem
<S, S>’Uj = 0;0; Vj e [1,m] (343)

with larger eigenvalues o; corresponding to the dominant modes. Specifically, 0]2- is
a measure of energy per unit mass as defined traditionally [144] when all entries of
S are velocities. That is usually the case of incompressible flows. However, when
entries of S have different units, for compressible flows as an example, the dot product
(S, S) must be redefined to provide a consistent measure of energy [I1]. The negligible
computational cost of the reduced model can be further decreased by selecting only
a subset of modes [I7]. However, this additional reduction is not performed herein

to avoid the arbitrariness of POD modal selection criteria.

Contrary to the Petrov-Galerkin projection used for the operator-based approach,
the Galerkin one is used for the data-based ROMs instead. As a result, both the modal
bases ¢ and ¥ contain the same POD modes and they satisfy Eq. . This can lead
to numerical issues when integrating the time-domain Eq. since the stability of
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the reduced model is not guaranteed even though the full order model is stable [5].
Solutions proposed in literature to assure a stable ROM range from the redefinition
of the inner product (S,.S) for compressible flow [83] to non-intrusive methods which
turn an unstable ROM into a stable one by means of an a posteriori Petrov-Galerkin
projection. ROM stability and accuracy can be achieved by increasing the number
of snapshots to cover all frequencies of interest as suggested in [II]. However, the
stability of the reduced model does not represent an issue when the frequency domain
formulation provided in Eq. is exploited. In fact, the time-domain integration is
avoided and the solution is found by solving a small complex-valued linear system. The
method presented here does not depend on the nature of the disturbance u,. However,
the POD technique will be applied in the following to gust encounter simulations by
computing the right-hand side as described in Section [2.4.2

3.4 Notes for Finite Volume Formulations

The derivation described so far for the model reduction method does not rely on
any assumptions regarding the numerical implementation. However, particular care
must be taken when dealing with finite volume codes such as DLR-TAU. Dividing
the flow field into a number of finite volumes alters the equations for the model
reduction. The solution in every cell is considered constant and equal to the average
when a second order scheme is adopted [23]. A diagonal matrix V is defined so that
it contains the cell volumes corresponding to fluid unknowns. An identity matrix
fills the diagonal for the flight dynamics degrees-of-freedom. The matrix V should
be calculated directly by the CFD solver since it depends on the specific spatial
discretisation. The full order model in Eq. becomes

dVw

_ ) 44
at R(waudau ) (3 )

and the presence of V propagates throughout the derivation. For example, the
LFD formulation in Eq. (2.59) becomes

_ OR

The presence of V leads to two major modifications. The eigenproblem in Eq.(3.43))

for the data-based identification must be reformulated as

<S, VS)U]' = 0;j Vj € [1, m] (3.46)

o8



to be consistent with the formulation for finite volumes codes. Similarly, the product in

Eq. (3.5) becomes
() Yelly =1 V4 € [1,m)] (3.47)

to account for the volume matrix V.
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Chapter 4

Model Reduction for Short-term

Dynamics

Mode identification and model reduction are described in this chapter in detail for a
two-dimensional case. Focus is on short-term response of the system to fast phenomena,
for example gust encounters, and it is dominated by the short period mode [34, [155].
It describes a damped oscillation of the aerodynamic body which lasts few seconds.
The flight speed does not change and the motion concerns mainly rigid rotation and
vertical velocity. Since short-term dynamics is dominated by the short period mode,
flight dynamics equations are simplified by discarding the horizontal degree-of-freedom.
The position of such flight dynamics mode in the eigenspectrum (either inside or outside
the cloud of eigenvalues) determines the short-term response of the system and its
accurate identification is crucial. The equations for short-term approximation, given
in Eq. (2.40)), are adopted for flight dynamics. Aerodynamics is modelled with Euler
equations for a NACA 0012 aerofoil and an in-house code provided CFD aerodynamics
for transonic flow. Both operator-based and data-based identification methods were
exploited and results from the reduced order models are compared to the reference
provided by the full order model. The small size of the model and the focus on the
short-term dynamics allow for a very detailed investigation to identify potential problems
arising during the identification procedure and discuss remedies. Results are provided
for initial disturbance simulations as well as for responses to external disturbances.

The majority of these results have been presented in [106], 107].

4.1 Governing Equations
The equations derived in Section for short-term approximation for longitudinal

dynamics are used in this chapter. This simplifies the investigation since the added

complexity of multiple flight dynamics modes is avoided. Specifically, the relevant set of
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Figure 4.1: Point distribution for NACA 0012 aerofoil and pressure coefficient at steady state.

equations is provided in Eq. (2.40) and they are restated here for convenience,

dr Y T
dg” _ 2Cm (2-40)
dr  mwur?
aw _
dr —4

The reference length for the test case is defined as the wing semi-chord.

4.2 NACA 0012 Aerofoil

Equation (2.40) was implemented as a module of the in-house CFD solver. The
computational domain was discretised with 7860 points and the near field is shown
in Fig. 4.1(a)l The steady state is calculated at a Mach number of 0.75 and 0 deg
angle-of-attack. The resulting symmetric pressure distribution is depicted in Fig
where very weak shock waves are visible. The non-dimensional parameter rg = 0.5
and two mass ratios are investigated, as discussed below. The drag is assumed to be
constantly balanced by a thrust so that the rate of horizontal speed % is zero. Without
affecting the generality of the approach, the centre of mass is located at the leading
edge to have a stable flight dynamics model for many flow conditions. In fact, stability
in the longitudinal plane is obtained when the centre of mass, which is the reference
point for moment calculations, is located ahead of the aerodynamic centre [87, Ch. 9],

which is at the quarter chord point for a thin aerofoil in incompressible flow [84, Ch. 1].

62



4.3 Operator-based Identification

Regarding the operator-based identification, two flight dynamics modes related to
vertical translation and rotation are expected to play a key role [I55] since the focus
is on the short-term longitudinal motions. The mode corresponding to the horizontal
degree-of-freedom contributes only insignificantly to the short-term response of the
system and is omitted [34]. It was found that the eigenvalue corresponding to the vertical
translation mode remains close to the origin and is thus easy to calculate. The short
period mode originating from the rigid rotation on the other hand is more challenging
to identify and details are discussed in the next paragraphs. The eigenvalue associated
to the short period moves away from the origin of the complex plane for in-vacuum

conditions to a new, as yet undefined, position when aerodynamics is imposed.

The two values of mass ratio, p = 100 and p = 35, lead to distinct system behaviours.
The first value p = 100 is taken from the heavy case in [10]. It is a realistic value of
for a short-to-medium-range civil aircraft flying at 10000 m altitude. The second one,
@ = 35, corresponds to the same aircraft flying at sea level. Identification results are
shown with parts of the complete eigenspectrum in Fig. Real and imaginary part
of eigenvalues are reported on horizontal and vertical axis, respectively. For instance,
a stable eigenvalue with a positive frequency is located in the upper left region of
the eigenspectrum. Three approximations of flight dynamics eigenvalues provided by
operator-based identification as well as an exact solution computed with a direct method
are depicted. Note that only the small size of the full order problem allows a direct
calculation of the eigenvalues of the coupled Jacobian matrix and this is not the case in
general. A number of 250 eigenvalues close to a shift of 0.3¢ were thus extracted using

MATLAB®, specifically direct methods implemented in the function eigs().
Regarding the case with mass ratio of 100, presented in Fig. 4.2(a), the eigenvalue

corresponding to the short period mode is outside the cloud of fluid eigenvalues. The
tracing was performed by solving Eq. with the parameter § increasing from
zero to one in 20 steps. For each step Newton’s method was used to calculate the
flight dynamics eigenpair for the new value of 8 using the previous converged solution
as initial guess. At 8 = 0, when all the eigenvalues related to the flight dynamics
degrees-of-freedom are located in the origin of the complex plane, the selection of the
mode to trace relies on a unique rigid-body eigenvector of A, as initial guess. The
Schur complement method provides an exact solution to the eigenvalue problem, as
can be seen by comparison with the direct method. In addition, the figure includes the
results based on the approximation of the interaction matrix with dynamic derivatives.

For the approach with dynamic derivatives, the matrix ) was pre-computed at 7
reduced frequencies linearly distributed in the interval ranging from 0 to 0.8. This range’s
upper limit was chosen to include typical frequency values for the short period mode [34].

Linear interpolation is used to evaluate @) for intermediate reduced frequencies. Adding
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Figure 4.2: Eigenspectrum for operator-based identification.

64



13 60
— Linearised frequency domain
e e Time domain 50F
11} H H -- Theodorsen

401

30+

|CLy| [1/rad]
2CLy [deg]
n
o

— Linearised frequency domain
® e Time domain

5 -10
-- Theodorsen
80 05 1.0 5 2.0 25 3.0 B0 05 1.0 5 2.0 25 3.0
reduced frequency reduced frequency
(a) Magnitude (b) Phase in degrees

Figure 4.3: Magnitude and phase of dynamic derivative Cg (i.e. lift coefficient with respect
to pitch) shown as representative entry of matrix Q.

more samples does not improve significantly the reconstruction of dynamic derivatives
because entries of @) have a monotonic behaviour in such range. The dynamic derivative
C'¢ relating the lift coefficient to the pitch angle 6, is shown in Fig. [£.3]as a representative
entry of @) for reduced frequencies ranging between 0 and 3. Although all entries of Q)
are needed for an accurate identification, the derivative C'ry is the most important one
to compute the short period mode, which describes a motion composed of rigid rotation
and vertical velocity. The magnitude of the lift coefficient in Fig. |4.3(a)|starts from a
quasi-steady value of Cr, ~ 12.18 at zero frequency and it decreases until a minimum
around a reduced frequency of 1.5. The trend is then reversed. A similar behaviour
is shown for the phase in Fig. |4.3(b)| which starts at zero. A few time-domain forced
motion simulations were performed as reference and good agreement was found with the
LFD calculations for both magnitude and phase. The calculation of dynamic derivatives
from such simulations was achieved as described in Section The good quality of
results is confirmed by a comparison to Theodorsen’s linear theory [63]. It provides
unsteady lift coefficient for a flat plate oscillating in incompressible flow. Prandtl-Galuert
correction was applied to take into account compressible effects [68]. The difference
between Euler CFD and Theodorsen at zero frequency in Fig. is due to two
factors. First, aerofoil thickness is not taken into account by linear theory and this
leads to underestimation of lift coefficient. Secondly, transonic effects are not accounted
for by Prandtl-Galuert correction which should not be used for Mach numbers larger
than 0.3-0.5. The theoretical value of the dynamic derivative in incompressible flow,
Cr, = 2m, becomes Cr, = 27/v1-M? ~ 9.5 at Mach number of M = 0.75. As a result,
linear theories underestimates the corresponding CFD result which is Cr, ~ 12.18
instead. However, the qualitative trend of magnitude and phase is comparable and

they are similar to results provided in [74] for transonic flows.
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Figure 4.4: Evolution of traced eigenpair as function of 8 for unsuccessful tracing.

The approximation of discarding the damping when calculating the interaction
term @ leads to slightly different results compared to the Schur complement method in
Fig. However, the error introduced should be seen in relation to the computational
cost which is much lower for the dynamic derivatives method. A trade-off between the
two approaches is the inclusion of damping for the calculation of the dynamic derivatives.
The pre-computation of Q) was augmented to damped harmonic motions corresponding to
a finite number of points in the complex plane. The set of 7 samples already available at
zero damping was extended calculating the dynamic derivatives at the same frequencies
but with a damping corresponding to the eigenvalue solution provided by the basic
dynamic derivatives method. Note that this does not represent an optimised strategy
which should focus on a refined local sampling instead. Adding local samples of @) and
optimisation of the procedure was not attempted since it will eventually lead to the same
results of Schur complement method as pointed out in Section Two-dimensional
linear interpolation was then used for points in the complex plane. The assumption of a
linear behaviour of entries of ) with respect to the damping improves the final solution

which is now closer to the exact result provided by the Schur complement method.

The case for the lower mass ratio of 35, when the eigenvalue related to the short
period resides inside the cloud, as shown in Fig. is significantly more challenging.
The presence of fluid eigenvalues around the target eigenvalue misleads the Schur
tracer converging to fluid eigenpairs during the tracing procedure instead. This is
particularly critical when iterative methods are used to evaluate the interaction matrix,
since the iterative solver might not converge at all. The eigenvalue evolution during
an unsuccessful tracing is shown in Fig. In addition, the relative importance
of the flight dynamics part of the eigenvector ¢, compared to the whole eigenvector ¢
is depicted in Fig. When 8 = 0.8, the Schur tracer starts iterating around an

eigenpair for which the eigenvalue is not changing any more. However, it is clear from

66



Fig. that the ratio ll¢-ll/||¢|| decreases at every iteration for S > 0.8 while A is
nearly constant. This suggests that the Schur tracer is converging to an eigenvector
whose flight dynamics part is becoming less and less important at every iteration. A
way to alleviate this problem, while adding to the computational cost, is to increase
the number of steps for the tracing. However, also this strategy fails for this case
since increasing the number of steps from 25 to 150 does not improve the results.
The problem is overcome using the dynamic derivatives method to calculate a first
approximation of the solution. This method is not sensitive to the presence of fluid
eigenvalues since it uses sample points to reconstruct (). The resulting eigenvalue
and eigenvector were used as initial solution for the Schur complement method which
was able to converge to the exact solution in three iterations.

The same techniques for the identification of the short period were applied to the
vertical translation mode without encountering any significant difficulty. Once the flight
dynamics parts of the eigenvectors and the corresponding eigenvalues are available,
the fluid parts were computed to assemble the right modal basis. As representative
entry, the pressure component of the direct eigenvector related to the short period at
@ = 100 is shown in Fig. Fluctuations around the shock positions are shown in
Fig. and they represent the most important feature of the flow field. Differences
between the Schur complement and dynamic derivatives method are reported in
for the pressure magnitude. A negative difference was found upwind whereas a region
of positive variation is located near upper and lower surfaces. The shock waves are
sensitive regions since fluctuations were found. Overall, a difference of less than 0.4%
was found in the pressure magnitude between eigenvectors resulting from the Schur
complement method and the dynamic derivatives method.

The solutions to the corresponding adjoint problems in Eqgs. and provided
the adjoint eigenpairs required for the model reduction. Identifying these eigensolutions is
trivial once the direct solution is known. In Fig.[4.5|the pressure component of the adjoint
short period eigenvector calculated with the Schur tracing is depicted. The information
is mainly distributed in the region surrounding the aerofoil, as shown in Fig. 4.5(c)|
whereas little information concerns the shock wave position. A comparison between
results coming from the Schur tracer and the dynamic derivatives method is given in
Fig. A maximum positive deviation of 0.1% was found and it mainly concerns
the upwind flow field since the region close to the aerofoil presents almost no differences.

Similarly, the fluid part of the direct eigenvector concerning the short period mode
at pu = 35 was extracted with the Schur complement method and presented in Fig.
using the pressure component. Regarding the pressure magnitude in Fig. 4.6(a) it looks
very similar to the case p = 100 since the aerofoil’s near field, in particular the shock
wave region, contains most of the information. A comparison between Schur tracing and
dynamic derivatives method is shown in Fig. A major difference is visible near

the shock wave located on the aerofoil’s lower surface and another area of difference is
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Figure 4.5: Pressure component of direct and adjoint fluid eigenvectors computed with Schur
complement method and dynamic derivative method at p = 100.

found around the trailing edge. The corresponding adjoint eigenvector, calculated for
the case u = 35 with the Schur method, is plotted in Fig. [4.7] presenting the pressure
component as well. The magnitude in Fig. 4.7(a)| shows that most of the information is
concentrated in the region surrounding the aerofoil. When compared to results provided
by the dynamics derivatives method, differences were found in large areas of the flow
field, as shown in Fig. and the largest difference is smaller than 0.2%. Overall,
adjoint eigenvectors, which were computed with the Schur tracer, have a similar pattern
for both p = 35 and p = 100, as shown in Fig. |4.7(a)| and [4.5(c)} respectively.

Two ROMs were built using the modes provided by the Schur complement method

and the dynamic derivatives approach. Results using dynamic derivatives calculated
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Figure 4.6: Pressure component of direct fluid eigenvector computed with Schur complement
method and dynamic derivative method at p = 35.

for damped harmonic motions are not included for sake of brevity since they do not
differ significantly from the ones produced with the Schur complement method. Initial
disturbance analyses with angular velocity ¢*(t = 0) = 0.1 deg (per non-dimensional
time-unit) were performed for both mass ratios and results are presented in Fig. |4.8
For p = 100 results from the reduced model based on the Schur complement method
matches the reference full order model obtained with Eq. . Small differences are
visible in the first two peak values presumably due to the broadband excitation given
by the initial disturbance. This can excite flight dynamics as well as quickly-decaying
aerodynamic modes, leaving the system response to the dominant modes. Results from
the dynamic derivatives method show an underestimation of peak values and a general
frequency shift due to the approximations made. The case for u = 35 presented in
Fig. provides a stronger damped response as expected from the real part of the
short period eigenvalue. The reduced model built with the dynamic derivatives method
is less accurate for the transient decay even though the transition to the new equilibrium
state, characterized by a return to zero velocity, is captured. The case with p = 35 is
not discussed further at this point since it is outside the scope of the chapter which
focuses on a first application of operator-based and data-based identification instead.
A case leading to similar results is investigated in detail in the next chapter.

The reduced model was extended by introducing an external excitation to demon-
strate its versatility. An application is described for a flap device at p = 100 for which a
deflection law is defined as a time-dependent function. Regarding the full order model,
flap rotation is imposed at each physical time-step with radial basis function mesh
deformation, as described in Section applied to the rear 25% of the aerofoil. The
flap action is introduced in the reduced model with the term ¥# g—fc u. in Eq. .
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Figure 4.8: Response to initial disturbance in angular velocity of ¢* = 0.1 deg.

Specifically, the deflection law depicted in Fig. |4.9(a)[ was simulated. The maximum
rotation is 2 deg which is reached after 5 non-dimensional time units with an excitation
lasting 10 time units in total. A picture of the maximum deformation is also given
in Fig. The results from the reduced model are compared with the reference
in Fig. Angular velocity only is shown since similar behaviours were found
for the other flight dynamics quantities. At first, the system moves because of the
additional lift and moment increment given by the flap deflection. However, when the
flap returns to an undeflected position, the system returns to an equilibrium condition
after a few oscillations. The reduced model based on the Schur complement method
is capable of reproducing accurately full order results. Both transient and final equi-

librium are well represented. Overestimation of peak values is shown for the reduced
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Figure 4.9: Response to a flap excitation at u = 100.

model based on the dynamic derivatives. The increment in angular velocity due to
the flap deflection is not captured accurately. However, the system’s dynamics is well

reproduced once the flap has returned to the undeflected position.

The inclusion of external disturbances leads to a reduced model capable of incor-
porating flight dynamics effects for gust encounter simulations, which is an objective
of this work. In particular, gust encounter simulations performed with and without
flight dynamics effects lead to different results. The former ones concern a fixed, static,
aerofoil which does not move because of the gust. Conversely, the aerofoil is free to
rotate and move vertically for the latter. An example produced with the full order
model at ¢ = 100 is given in Fig. showing loads for a gust encounter of a travelling
‘1-cos’ gust with amplitude V; = 0.1% of free-stream velocity and initial starting point
at the aerofoil leading edge. Results for motion are not reported since irrelevant for the
fixed, static, aerofoil. Two gust wavelengths with L, = 5 and L, = 10 chords were inves-
tigated. Including flight dynamics effects changes the peak values for lift and moment
and modifies the general behaviour. Part of the energy from the disturbance goes into
the system dynamics. As a results, the peak values are lowered and effects on rigid-body

dynamics are significant and still visible after the disturbance has passed the system.

Corresponding simulations were performed with the reduced model as well and results
are depicted in Fig. Aerodynamic influences contained in the flight dynamics
eigenpairs are able to capture the response of the system to external disturbances such
as gusts for the two wavelengths considered. The results from the Schur complement
method are compared to the full order model showing a general good agreement. Some
differences arising in the peak values might depend on a non-complete description of the
aerodynamic phenomena. The reduced model built with the dynamic derivatives method
shows an underestimation of peak values and a shift in the frequency, when compared

to the Schur complement method. The error in the identification of the flight dynamics
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Figure 4.11: Gust encounter simulation for ‘1-cos’ gust with amplitude V,; = 0.1% of free-stream
velocity at p = 100.

eigenpairs, as shown in Fig. |4.2(a)| and Fig. affects the final results by means of
Eq. . The decay ratio and frequency, linked to the real and imaginary parts of the
eigenvalues, are therefore different from exact values given by the Schur complement
method. The trend is reproduced for short and long gusts and the differences between

reduced and full model increased with the number of oscillations.

4.4 Data-based Identification

Data-based identification was investigated as well by calculating the system response
to external disturbances. In particular, the method was applied to gust encounter
simulations at g = 100, when flight dynamics is more relevant to the system and less

coupled with aerodynamics. The application of the data-based method requires the
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‘1-cos’ time-domain gust signal to be translated into the frequency domain as sum of
sinusoidal gusts at distinct frequencies. The complex-valued responses of the system
to these harmonic gusts were calculated for the coupled model by solving Eq.
with an LFD solver and then stored in a snapshot matrix. Specifically, snapshots
were calculated for 25 reduced frequencies linearly distributed in the range 0 to 2.
The frequency range, and its upper limit in particular, was chosen as described in
Section for the expansion of the ‘l1-cos’ gust in a Fourier series in Eq. (2.61)). A
number of 25 harmonics were sufficient to reconstruct the ‘1-cos’ signal accurately. Thus,
25 POD modes and their complex-conjugate were obtained as a result. They do not
necessarily represent physical modes for the coupled system. No exact correspondence
with flight dynamics modes is immediately identifiable. Modes can be rated in terms
of energy content and the most energetic ones contain more information. In Fig. |4.12
the POD eigenvalues corresponding to the first 8 modes are depicted using a bar chart.
The energy distribution shows a constant decay for each mode beyond the first and a
difference of 5 orders of magnitude between the first and the eighth mode was found.
The pressure component of the first mode is shown in Fig. Information about
pressure is concentrated around the shock-wave area on both upper and lower surface
leading to a symmetric field. The shock wave is the most important feature of the flow
field. The second mode is not reported since the distribution is similar to the first one.
However, the third mode presents an asymmetric distribution of pressure magnitude
with information spread both in the flow field as well as near the surface. POD modes,
sorted by their energy contents, describe features of the flow field starting from shock
wave position in the first two modes to weak pressure fluctuations in subsequent modes.
The flight dynamics part of POD modes, which are reported in Tab. [£.1], is non-zero
since they are calculated for the coupled system. Angular velocity and pitch rotation
have an almost equal participation in the first mode whereas also the vertical velocity
component is not negligible. A similar distribution is given for the second mode while

the third mode is dominated by the component related to angular velocity.
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Figure 4.13: Magnitude of pressure component for two POD modes.

Table 4.1: Flight dynamics part of first three POD modes.

Component Mode 1 Mode 2 Mode 3

vertical velocity | —0.1081 4+ 0.00505 | —0.0995 4 0.01155 0.0202 — 0.01475
angular velocity 0.3511 — 0.9364;5 0.4063 — 0.91374 0.5876 + 0.8092j
pitch rotation 0.3957 + 0.18955 0.4501 + 0.02525 | —0.0071 + 0.00185

The set of POD modes resulting from the data-based identification is used to build
the reduced order model by means of Eq. . In Fig. the system’s response
to the encounter with a travelling ‘1-cos’ gust with intensity V; = 0.1% of free-stream
velocity and wavelength L, = 10 chord lengths is depicted. Results are reported for
the reduced model built using 10 and 25 POD modes. Only vertical velocity and lift
coefficient are shown since a similar agreement is obtained for all the flight dynamics
degrees-of-freedom. Using the data-based ROM with 10 POD modes provides results
which are qualitatively comparable to the full order reference. Underestimation of peak
values and phase lag is found for both vertical velocity and lift coefficient. The error is
due to the insufficient number of POD modes included in the modal basis. Additional
simulations, whose results are not reported here, were performed using 5, 15, 20, 25 and
30 POD modes in order to identify the minimum number of modes which provides good
accuracy. Using more than 25 POD modes did not improve results. Loads and motions
are evaluated accurately for both transient decay and final steady state when 25 modes
are employed as shown in Fig. No appreciable differences were found between the
reduced and full order models. The same simulation was performed with the operator-
based ROM as well. Overall its results match the reference. Some differences arising in
the peak values might depend on modes lacking information to completely describe the

aerodynamic phenomena. This problem will be analysed in detail in the next chapter.
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Figure 4.14: Response to gust encounter for ‘1-cos’ gust of amplitude V;, = 0.1% free-stream
velocity and gust wavelength of 10 chord lengths at p = 100.

4.5 Computational Cost

The computational cost for ROMs can be split in two main contributions, specifically
the mode identification using LFD and the integration of ROM equations. The computa-
tional cost of one LFD solution in Eq. , which needs less than 1 m 30 s on a single
Intel Xeon E3-1245 CPU, is taken as a reference. Calculating the flight dynamic modes
with the operator-based identification using the Schur complement method needs 2 LFD
solutions for each of 20 S-steps for a total of 40 LFD solutions (60 minutes). Solving
for the adjoint eigenpairs requires only 4 additional LFD solutions since the tracing
can start from direct eigenvalues. Hence, the identification with the Schur complement
method requires 44 LFD solutions. Using dynamic derivatives reduces the required
number of LFD solutions to 14 and the adjoint problem is solved in a negligible time
since no expensive computation needs to be performed. Introducing the damping for
dynamic derivatives needs 28 LFD solutions since the sampling performed for the simple
dynamic derivative method must be repeated at least twice. Regarding the data-based
identification, it requires a number of LFD solve equal to the number of modes, thus
25 LFD solutions were required. Concerning the second contribution which is given by
the integration of ROM equations, it can be assumed negligible on any modern CPU.
These numbers compare to the full order model which takes 1 h 30 m to perform a
forced-motion simulation which provides the same results of an LFD solution. It needs
1 h 58 m for a single ‘1-cos’ gust encounter. Please, note that once the reduced model is
built, it can be employed to investigate multiple gust lengths thus obtaining a reduction
in computational cost up to two order of magnitude. This is valid for the reduced model
based on both operator-based identification and the data-based one. An application of

such desirable versatility will be provided for a industry-size test case in Chapter [6]
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4.6 Chapter Summary

This chapter described the application of the operator-based and data-based identi-
fication methods to a two-dimensional aerofoil test case. In particular, the size of
the problem allowed for a detailed investigation of the operator-based identification
with the possibility of comparing results to eigenvalue extraction using direct methods.
The tracing procedure was described for two values of the mass ratio u for which
the system shows different behaviours. They correspond to two flight conditions of a
small-to-medium range aircraft. The operator-based identification is easier to perform
for cases when flight dynamics is a dominant aspect of the system, as it is the case for
mass ratio . = 100. For those cases, both Schur complement method and dynamic
derivative formulation lead to accurate results compared to the reference full order
data. More challenging is the identification when the flight dynamics mode is in the
pack of aerodynamic eigenvalues at © = 35. The dynamic derivative method is then
used to provide an initial guess for the Schur tracing. The Schur complement method
converges to the exact eigenpairs provided by the direct method for all cases analysed
while limitations were found for the dynamic derivatives method.

Initial disturbance analysis are performed with the operator-based reduced model
for both values of mass ratio. A good agreement was found for p = 100. Conversely,
only a qualitative comparison with the full order reference can be done at u = 35.
This different behaviour requires a detailed analysis which is provided in the next
chapter for a more complex test case. Focusing on the case p = 100, the operator-based
reduced model was expanded towards external excitation. First, a flap deflection was
considered. The operator-based reduced model built with the Schur tracing is able to
reproduce the full order flight dynamics response accurately. The second investigation
concerned gust disturbances and the reduced model was exploited to perform gust
encounter simulations including free flight effects. Overall, the operator-based ROM
provided accurate results while some small discrepancies are shown in the peak values
for lift coefficient. The same configuration was investigated using the data-based
identification. The system response to sinusoidal gusts was sampled using an LFD
approach at various frequencies and POD modes calculated. Results from this method
show a very good agreement with the full order solutions.

The test case represented an effective test bed before expanding the method to
larger cases. All key aspects were investigated, in particular mode identification, flight
dynamics coupling with computational fluid dynamics and linearised frequency domain
methods. In the next chapter, an application of the method to a more complex test
case is presented. Furthermore, some open questions raised in this chapter regarding

operator-based ROMs at small values of mass ratios will be addressed.
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Chapter 5
Longitudinal Dynamics

Application of the mode identification and model reduction to a wing-tail configuration
is exercised in this chapter. Specifically, two aerofoil geometries are combined. They
represent wing and horizontal tail, respectively, to describe the dynamics represen-
tative of a large civil aircraft. Transonic aerodynamics is based on RANS equations
with Spalart—Allmaras turbulence model so that viscous effects, shock waves and
their mutual interactions are included in the analysis.

The horizontal degree-of-freedom plays an important role and there are two relevant
flight dynamics modes, specifically short period and phugoid. The former has been
already introduced in Chapter 4l Regarding the latter, it describes a motion composed
of slow variations in flight speed and altitude but almost negligible changes in angle-of-
attack [34] [I55]. Results support the findings already shown for the aerofoil in the previ-
ous chapter and problems which arise when increasing the complexity of the model are
addressed. Key challenge tackled in this chapter is mode identification and model reduc-
tion for cases when the flight dynamics eigenpairs are immersed in the cloud of fluid eigen-
values. A quasi-steady formulation, which is based on stability derivatives, is exploited
to overcome this problem by providing the operator-based identification with a reliable

initial guess. The majority of results has been published in a refereed journal paper [106].

5.1 Governing Equations

The equations derived in Section are used in this chapter for longitudinal dynamics.
In particular, Equations ([2.38]) are restated here for convenience,

du* . Cg; dw* * % z
dr +Woq :ﬁ ar 0 :ﬁ
@2.33)
dg* 20, g,
dr — mur? ar 1

7
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Figure 5.1: Wing-tail configuration analysed for longitudinal dynamics (not to scale).

The reference length for the non-dimensional parameters is defined as the wing semi-

chord while coefficients of drag, lift and moment follow the usual convention.

5.2 Wing and Tail Configuration

The configuration investigated in this chapter is representative of the longitudinal
dynamics of a large civil aircraft. The model is composed of a supercritical Crank
aerofoil for the main wing and a NACA 0008 for the horizontal tail as shown in Fig. [5.1
The centre of gravity, which is also the reference point for moment calculation, is at
10% of the main wing chord. The horizontal tail hinge axis is at 25% of its chord. The
RANS equations are discretised on 115,224 grid points with the far-field located 100
chord lengths away from the body. The fluid flow is transonic at Mach number of 0.75
and Reynolds number based on the chord length of the main wing of 7 million. The
non-dimensional parameter r, = 3.5, while two values for the non-dimensional mass
ratio p are investigated, specifically p = 730 and p = 73. The former corresponds to a
condition for which the flight dynamics modes are outside the cloud of the eigenvalues
of the couples CFD/flight dynamic system and they are dominant modes for the system
dynamics. A physical interpretation is a combination of large aircraft mass and high
altitude for which the short period mode has low damping and the related eigenvalue
is close to the imaginary axis of the complex plane. The mass ratio of u = 73 on the

other hand corresponds to a large civil aircraft flying at about 10 km altitude.

The initial equilibrium condition is obtained with an iterative trimming procedure
based on the Broyden method [27]. Target values of lift and moment coefficients, Cf
and Cjyq, are chosen based on representative level flight conditions. The independent
unknowns « and § are defined as angle-of-attack and horizontal tail rotation, respectively,

positive clockwise. The trim equations are written as

CL(Oé, 5) :CLO
(5.1)
Cr(a, ) =Chrg
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Figure 5.2: Convergence of trimming procedure for unknowns and objective functions.

and the Broyden method is applied to the first order Taylor expansion of these,

oCL oCr
Oa 90
801\4 8CM

oo 00

Ao
AS

Cro—CpL

(5.2)
Crmo—Cum

which can be written more concisely in vector form as JAx = AFy. The iterative
method starts with an rough estimation of the derivative matrix J which is approximated
using central finite differences with infinitesimal increment e. Independent variables
are altered in turns by adding +e and a steady state computation is performed for
each alteration. Values of lift and moment coefficients from steady state solutions
corresponding to +¢ and —e alterations of the same independent variable are used
to compute the derivatives according to the central scheme [I14]. For the following
trimming iterations, angle-of-attack and tail rotation are imposed with RBF mesh
deformation and loads are calculated restarting the steady state computation for few
iterations. An update of Ax is then computed. After the first iteration, the derivative

matrix J is updated for the current iteration 7 using data from the previous step i —1 [27].

AF, — Ji_1 Az
4 L2% AT (5.3)

Ji=Ji—1+ L;
||Az;|?

The trimming procedure ends when the norm ||Az|| is below a defined tolerance.

A thrust force is added to the horizontal direction whose value is calculated to

balance the drag at equilibrium condition.
The trimming procedure was applied for values of Cry = 0.15 and Cp;g = 0. They

are representative of a large civil aircraft in cruise. Values of ¢ = 1 x 1075 and a
convergence tolerance of 1 x 1075 were adopted. The evolution of the independent
quantities a and d is shown in Fig. A smooth transition from zero to close-to-final
values takes place in the first few iterations for both angle-of-attack and tail rotation.

After 10 iterations, only tiny modifications to the value were obtained. Similarly, lift
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Figure 5.4: Pressure coefficient at steady state for Crank and NACA 0008 aerofoils.

and moment coefficients go through few initial oscillations as shown in Fig. The
increased angle-of-attack produces an increment in lift and alters the moment. An
update to the tail rotation is needed to balance the additional moment. The convergence
criterion is satisfied after 20 iterations. The converged angle of attack and tail rotation

are 0.91 deg and —0.85 deg, respectively, with clockwise positive rotations.

The resulting steady flow, used as reference point for the subsequent linearisation,
is shown in Fig. plotting the Mach number field. A shock wave is clearly visible
on the wing’s upper surface whereas the shock is weaker on the lower one. Particular
care was taken to have a shock free tail as common practice for large civil aircraft
and that is achieved with an aerofoil thickness of 8%. The pressure coefficient C), on
surfaces is shown in Fig. H For the main wing in Fig. the diagram is typical
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of a supercritical aerofoil and a shock wave is clearly identifiable on the upper surface.
Regarding the tail’s pressure distribution in Fig. no shock wave is found. Note
that despite a tail rotation of —0.85 deg, the C), distribution is almost-symmetric and
this suggests the horizontal tail is working at a very small angle-of-attack. This is due

to the downwash effect which alters the effective flow incidence angle for the tail [122].

5.3 Quasi-Steady Approximation

Traditionally, flight dynamics performance of aircraft is assessed using an approach based
on stability derivatives [34] [155]. While their values are computed at equilibrium points
similar to LFD methods, the traditional derivatives do not take unsteady effects into
account. The method provides a quick approximation of flight dynamics characteristics
such as eigenvalues for handling assessment. However, its quick application (and
main limitation) comes from assuming that aerodynamics is completely described
by stability derivatives. This approach was applied to the test case and results are
compared to the non-linear full order model based on URANS equations. Thus, the
difference between the traditional formulation and the non-linear CFD-based model
is highlighted. In addition, flight dynamics eigenvalues from stability derivatives will
provide a good starting point to the operator-based identification described in the
next section. More mathematical details and a reproduction of bibliography results
for verification purposes are provided in Appendix [C]

Hereafter, the traditional method is referred to as quasi-steady (QS). The name
is taken from literature [22, p. 279] where the QS simplification assumes very slow
unsteady aerodynamic phenomena. They are important at reduced frequencies very
close to the zero which designates the steady state behaviour. At such low frequencies
approaching zero, the dynamic derivatives are no longer complex-valued but they
become real numbers, which are referred to as stability derivatives. In this context, the
stability derivatives were calculated at u = 73 (representing aircraft dynamics close to
cruising flight) using two strategies. First, central finite difference with two steady state
computations was employed. The value of stability derivative Cr,, = 14.57 corresponds
to the well-known slope of the curve relating lift coefficient to angle-of-attack. This is
shown in Fig. for the Cr(«) curve as well as its linear approximation. Similarly,
the evaluation of the stability derivative C'ys(«) is reported in Fig. Secondly, LFD
solutions of Eq. with a reduced frequency of zero provided the same values. Once
the stability derivatives are available, flight dynamics characteristics can be evaluated.

First, approximate eigenpairs for flight dynamics modes were obtained using the
stability derivatives. The short period mode and phugoid are associated to the two
complex-valued eigenvalues —0.0636 4 0.2507 and —0.000565 + 0.0002871%, respectively.
The difference between the two modes is clear. The former has a much higher frequency

and stronger damping whereas the latter shows little damping and very low frequency.
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Figure 5.6: Results for initial disturbance analysis in angular velocity of ¢*(t = 0) = 0.1 deg.
Simulation performed with QS approach and URANS.

Secondly, the stability derivatives from the QS model were exploited to integrate
the flight dynamics equations in time for an initial disturbance simulation in the
angular velocity with ¢*(¢ = 0) = 0.1deg (per non-dimensional time-unit). Results
were obtained with the URANS full order model for the same excitation as well and
they are summarised in Fig. Regarding the angular velocity shown in Fig. |5.6(a)]
the QS curve has the same trend as the URANS reference and a similar oscillation
frequency. However, the decay ratio is different and this leads to underestimation of
peak values. A similar behaviour was obtained for the vertical velocity in Fig. |5.6(b)
The underestimation of peak values and also a frequency shift are clearly visible. The
same final equilibrium is eventually reached by both models. These differences could be

related to unsteady effects not described properly using stability derivatives only.

Although the QS model shows the same trend of the URANS model, the accuracy

in terms of flight dynamics response is inadequate for high-fidelity purposes. However,
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Figure 5.7: Magnitude and phase of dynamic derivative Cp,, (i.e. lift coefficient with respect
to plunge) shown as representative entry of Q.

the QS model provides a starting point for the ROM. In particular, the approximate

eigenpairs obtained in this section served as initial guess for the operator-based tracing.

5.4 Operator-based Identification

The operator-based identification is discussed next. The dynamic derivatives were
calculated at 7 reduced frequencies in the range 0 to 1 using an LFD solver. The
frequency range was chosen based on the estimation of flight dynamics eigenvalues
provided by the QS method. The derivative relating lift coefficient to plunge motion is
depicted in Fig. as representative entry of the matrix Q) in Eq. . It is a key entry
of @ since its value can be be linked directly to the short period frequency [34]. The
trend for magnitude, which is qualitatively comparable to results presented in Fig. [4.3]
is characterised by a decreasing curve. Similarly, the phase is shown in Fig. [5.7(b)
and it decreases as function of frequency. A local minimum is found around a reduced
frequency of 0.15. Forced motion simulations were performed with URANS to verify
the LFD calculations and results, which were obtained as described in Section [3.2.1
are reported in Fig. as well. The tiny amplitude employed for the time-domain
simulations is 0.0001 in order to have a linear behaviour of the system. Matching
results were found for both magnitude and phase, confirming the validity of the LFD
method. In addition to dynamic derivatives, the stability derivatives evaluated with
the QS method in Section [5.3| are included in the plots at zero frequency. This is done
to highlight the difference between static and dynamic derivatives in the context of
flight dynamics since the former do not depend on the frequency.

The same frequencies were sampled at 3 different damping values in the range from
-0.1 to 0 in order to include, later on, the real part of eigenvalues when calculating () for

the tracing. Figure presents results of the mode identification for both mass cases.
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Figure 5.8: Results of operator-based mode identification compared to reference solution.
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Table 5.1: Value of flight dynamics eigenvalue for mass case p = 730.

Method Short period Phugoid

quasi-steady | —0.0063 + 0.08145 | —0.000063 + 0.0001903

dyn. derivatives | —0.0004 4 0.0752j | —0.000001 + 0.0000011;

dyn. derivatives with damping | —0.0003 -+ 0.0752; | —0.000001 + 0.0000017;
Schur tracing | —0.0005 4 0.07515 | —0.000050 + 0.0000470;

Direct methods were used to calculate some eigenvalues of the coupled Jacobian matrix
which are shown as a reference solution. These reference eigenvalues were obtained using
multiple shifts distributed along the positive part of the imaginary axis. The tracing
procedure for the dynamic derivatives method started from approximate eigenpairs
obtained with the QS approach described in Section and depicted in the plot as well.
The short period mode was identified. The phugoid mode, which differs significantly
in terms of frequency from the short period, was identified as well since the horizontal
degree-of-freedom was retained. No noticeable difference was found between the three
identification methods for p = 730. Assuming the dynamic derivatives are a function
of frequency only is an acceptable approximation since the target eigenvalues are very
close to the imaginary axis. Table contains the eigenvalues as provided by the
operator-based identification for both flight dynamics modes. Regarding the short
period mode, results do not change sensibly when the damping is included. The QS
method overestimates eigenvalue’s real part whereas a good approximation is produced
for the imaginary one. As far as the phugoid mode is concerned, eigenvalues from the
dynamic derivatives methods are very similar. A large difference in order of magnitude
is found for the QS method. However, it must be noted that eigenvalues for phugoid
mode are very small numbers which could be affected by numerical inaccuracies.
Concerning the mass case y = 73, Figure depicts a short period inside the
cloud of eigenvalues. Both phugoid and short period eigenvalues are affected by an error
when they are obtained with dynamic derivatives. These are calculated discarding the
real part of the eigenvalue in Eq. and this leads to underestimation of frequency
and damping for the short period as well as overestimation of the phugoid frequency.
Including the damping improved the results and provided an initial guess for the Schur
complement method. The refinement with the Schur tracing led to the same results
provided by the direct method. Specifically, the exact eigenvalues of short period and
phugoid modes are —0.0660+ 0.2757 and —0.000486 + 0.00469:, respectively. A summary
of results is provided with Tab. Regarding the short period mode, identification
using dynamic derivatives improves when the damping is taken into account since
results are closed to the exact value provided by the Schur complement method. In
addition, the QS method provides a good approximation. Results for the phugoid mode
are reported as well. Using dynamic derivatives leads to the largest offset in terms of

frequency whereas the inclusion of damping produces accurate results.
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Table 5.2: Value of flight dynamics eigenvalue for mass case p = 73.

Method Short period Phugoid

quasi-steady | —0.0636 + 0.25025 | —0.000565 + 0.00028723

dyn. derivatives | —0.0390 4 0.2444; | —0.000167 + 0.01681047

dyn. derivatives with damping | —0.0660 + 0.27465 | —0.000486 + 0.00468817
Schur tracing | —0.0656 + 0.27415 | —0.000485 + 0.00048455
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Figure 5.9: Response to initial disturbance in angular velocity of ¢* = 0.1 deg for mass case
w = "730.

Once direct eigenpairs are identified solving Egs. , the corresponding adjoint
ones are computed by solving Eq. and starting from direct eigenvalues. The model
reduction discussed in Chapter [3]is then applied and the number of degrees-of-freedom is
reduced from 576,126 to 2. Results for an initial disturbance in the angular velocity are
shown for p = 730 in Fig. As expected for this case, full and reduced models show
the same behaviour in terms of motion as presented with angular velocity in Fig. [5.9(a)
Small differences are found at peak values. Similarly, lift coefficient in Fig.[5.9(b)|shows a
good agreement between ROM and full order model. The largest error, quantified around
3% of maximum C7,, occurs at the first oscillation. In Fig.[5.10| results for an encounter
of a ‘l1-cos’ gust with an amplitude of 0.1% of the free-stream velocity and a gust
wavelength of 20 wing chord lengths is reported. The small gust amplitude was chosen
to excite the system in the linear regime. The system response is well reproduced by all
the operator-based approaches. Small differences are found between the ROM based on
dynamic derivatives and the one based on Schur tracing for vertical velocity which is
shown in Fig. Specifically, the largest difference of less than 1% is found in the
first part of the simulation, before the first peak. A difference of 2% between full order
model and ROMs is shown in the first part of the simulation, up to the first peak value,
since no information is contained in the eigenpairs to represent the external disturbance.

Regarding lift coefficient in Fig. |5.10(b)} the build-up due to gust is not captured fully

86



gle-d , , , , 0.160
0.155+
4l
2 2 £
= =
S S 0.150
>0 5
3 S
£ _ol E
g 0.145}
-4t FOM — FOM
6l 7 ROM (Dyn. deriv.) -- ROM (Dyn. deriv.)
e--e¢ ROM (Schur) 0.140} i : e--e¢ ROM (Schur)
5 20 40 60 80 100 0 20 40 60 80 100
non-dimensional time non-dimensional time
(a) Vertical velocity (b) Lift coefficient

Figure 5.10: Response to a ‘1-cos’ gust with intensity Vy; = 0.1% of the free-stream velocity
and wavelength of 20 wing chords for mass case p = 730.
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Figure 5.11: Response to initial disturbance in angular velocity of ¢*(t = 0) = 0.1 deg at mass
ratio p = 73.

since it is due to the external disturbance. The peak value for lift coefficient is computed
with an error of 3%. However, the full order reference is reproduced accurately once the
gust has passed. Overall, the ROMs match the full order results of initial disturbance
and gust encounter simulations, with the limitation of lift build-up due to gust, and
therefore the focus will be on the more challenging mass case y = 73 from now on.
For this case, an initial disturbance in the angular velocity of ¢*(¢ = 0) = 0.1deg
(per non-dimensional time-unit) provides the response shown in Fig. The
mode identification performed while discarding the real part of the eigenvalue for the
interaction matrix is not effective when the flight dynamics eigenvalues are strongly
coupled (or interacting) with aerodynamics. Using the dynamic derivatives leads
therefore to lower accuracy. Including the damping produces results which are very close

to the ones from the exact Schur complement method. Hence, for sake of clarity only
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Figure 5.12: Response to gust encounter for a ‘1-cos’ gust of amplitude V; = 0.1% free-stream
velocity and gust wavelength of 10 chord lengths at p = 73.

the latter will be kept in the following as reference for the operator-based identification.
The comparison between full order model and ROM based on Schur tracing shows
that the reduced model is able to reproduce the general trend of the system response.
Initial conditions have a small offset and results match the reference when oscillations
decay. However, a phase lag and an underestimation of the peak values are visible
during the transient. An explanation might be that the two modes included in the
modal basis contain only part of the required information.

This assumption is investigated further by calculating more eigenpairs with the
direct method and including them in the modal basis. Although this cannot be used as
a model reduction technique because of the prohibitive computational cost to extract
eigensolutions, it does provide a posteriori confirmation. Results of the model reduction
including an increasing number of modes surrounding the short period and phugoid is
depicted in Fig.|5.11(b)l Data for the model reduction performed with flight dynamics
modes only is included as reference. Besides the two flight dynamics modes, 48 and 128
additional eigenpairs closest to the short period are subsequently added to the modal
basis. Results for the transient improve gradually and with 130 modes the system
response is well represented. Another set of 80 eigenpairs closest to the phugoid is then
added to the modal basis, for a total of 210 modes. This further improves the results
for peak values. Information about rigid-body motions is distributed in the eigenpairs
surrounding the flight dynamics eigenpairs highlighting the strong coupling. Hence, the
two flight dynamics modes contain only part of the information required for the model
reduction. In those cases, flight dynamics modes from the operator-based identification
might not be sufficient to reproduce accurately the full order results.

The analysis now proceeds with external disturbances. Results are presented in
Fig. for a ‘1-cos’ gust with intensity V; = 0.1% of free-stream velocity and gust

wavelength Ly = 10 chord lengths. A preliminary comparison is made between reference
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results from CFD-only and coupled gust simulations. No motion is allowed for CFD-only
simulations and Fig. shows the lift build-up followed by a smooth decay. In
contrast, results of the coupled approach produce oscillating behaviour. Regarding lift
coefficient, the amplitude of the first oscillation is lower in comparison to CFD-only
simulations because part of the energy goes into the rigid-body motions. The subsequent
system response is composed of few decaying oscillations. The same simulation was
performed with an operator-based ROM containing the short period and phugoid modes.
Concerning the vertical velocity in Fig. results converge to the initial value,
whereas the transient is not reproduced well, which is highlighted by phase lag and
underestimation of peak values. The first peak is due to the aerodynamic disturbance
and it is not fully captured by the flight dynamics modes. This observation is supported
in Fig. for lift coefficient, where the amplitudes of the first few oscillations are
not properly described either. The strategy of adding the 208 modes surrounding the
short period and phugoid to the modal basis improves the results when the disturbance
has passed. However, differences are still visible in the first two oscillations of vertical
velocity. Subsequent fluctuations are fully captured by this reduced model as well as the
asymptotic value for the final equilibrium. The same trend is visible for lift coefficient
and the initial build-up is not completely reproduced. These modes, all coming from the
coupled Jacobian matrix, are not able to fully reproduce the effects of a pure aerodynamic
external disturbance and the first peak values are therefore not accurately captured. A
possible explanation is that gusts excite an undefined number of modes which are yet
not included in the modal basis. They are modes of the coupled system which mainly
contain aerodynamic information. Such speculation is supported by literature studies
about the model reduction of linear aerodynamic systems for which so-called gust modes
can be identified with direct methods and included in the modal basis [39]. Although the
identification of such modes with the operator-based method is theoretically possible, the
computational cost of tracing an undefined number of modes is prohibitive when using
CFD aerodynamics. Thus, an alternative method based on the data-based identification

is investigated next for external disturbances and low mass ratios.

5.5 Data-based Identification

A strategy to improve the accuracy of the reduced model for external disturbances and
low mass ratios is to use the data-based approach presented in Section to calculate
modes for the model reduction. The modal basis containing POD modes was computed
with a number of snapshots ranging from 15 to 35. Snapshots were distributed linearly
in the frequency range between 0 and 2 to investigate a typical range of gust lengths
and optimisation of the sampling process is not attempted. The upper limit of the range
was chosen according to the Fourier decomposition of the ‘1-cos’ gust as described in

Section Please note that in general the range’s upper limit depends on the gust
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Figure 5.13: Response to gust encounter for a ‘1-cos’ gust of amplitude V; = 0.1% free-stream
velocity and gust wavelength of 10 chord lengths at p = 73.

shape. Although for aeronautical applications the gust shape is defined by regulation
as ‘1-cos’ , that is not the case in general for other fields. Application to different
gust shapes could require a larger (or smaller) frequency range in order to achieve an
accurate reconstruction of the input signal with the Fourier decomposition as described
in Section Once the frequency range is defined, the quality of results depends on
the number of snapshots used as shown in Fig. Model reduction performed with
15 POD modes led to results not matching the full order model since a different decay
rate and a phase lag are clearly identified for the vertical velocity. The values for lift
are underestimated at the beginning and the subsequent oscillations are not reproduced
properly. Increasing the number of snapshots provides better results and the full order
results are matched with 25 POD modes. Such reduced model is capable of describing
accurately the flight dynamics response and aerodynamic forces. Some minor differences
arise for peak values of the vertical velocity after the first few oscillations. Although
these differences are negligible, they can be eliminated by further increasing the number
of snapshots up to 35. No appreciable difference is visible between the ROM with 35
POD modes and the full order model since an error of less than 0.5% is found.

The 35 POD modes can be sorted in terms of importance using the real-valued
POD eigenvalues ¢ in Eq. . This criterion is related to the energy content of
each mode. In Fig. the POD eigenvalues corresponding to the first 15 modes
are reported. The energy distribution shows a strong decay after the first 3 modes.
This information can be used to perform a subsequent subselection and retain just
few modes for the reduced model. In fact, the largest eigenvalue is nine orders of
magnitude larger than the fifteenth mode which therefore contributes less to the ROM
reconstruction. In terms of physical meaning, the interpretation of POD modes is not
obvious. They describe features of the coupled system which involve fluid flow as well as

free-flight phenomena. In Fig. [5.15] some POD modes are depicted using the magnitude
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of the pressure component. The first mode in Fig. corresponds to the most
energetic one and it concerns mainly the wing’s near field. A shock wave is clearly
identified on the upper surface while the pressure component is larger around the tail.
The distribution is mostly uniform elsewhere in the domain. A physical interpretation
matches the most important feature of the transonic flow which is the shock wave. The
following 3 modes are not depicted since they are similar to the first one. They gradually
introduce additional features apart from the shock wave. In Fig. the fifth POD
mode is depicted. In terms of energy, it is associated to a value which is an order of
magnitude smaller than the first mode. It clearly describes the pressure distribution on
the wing lower surface. However, the information is spread elsewhere as well since flow
structures involving the whole domain are shown. The fifteenth POD mode presented
in Fig. has an energy 1 x 10° times smaller than the first one. The pressure
magnitude is spread in the flow field and it is not concentrated anywhere in particular.

The flight dynamics parts of the POD eigenvectors is obtained from the data-based
identification as well since the method is applied to the coupled system. The flight
dynamics parts of POD modes 1, 5, and 15 are normalised to have unitary norm
and reported in Table The largest component of mode 1 is the vertical velocity
which is followed by pitch rotation. Mode 5 is mainly composed of pitch rotation and
its second largest component is vertical velocity. A strong horizontal component is
present as well. The dominance of vertical velocity and pitch rotation is confirmed
for mode 15. In general, interpreting physical phenomena from POD modes is not
trivial since they are composed of a superposition of horizontal and vertical velocity
as well as pitch rotation. This is in contrast to the results from the operator-based
ROM for which a clear distinction between short period and phugoid mode is possible.
Sorting the POD modes by their energy contents might represent a possible way to
identify the most important features of the flow field.

The data-based reduced model provides accurate results for gust encounter sim-

ulations in the linear regime. An interesting investigation concerns the applicability
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Figure 5.15: Magnitude of pressure components of POD modes.
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Table 5.3: Flight dynamics part of three POD modes.

Component

Mode 1

Mode 5

Mode 15

horizontal velocity
vertical velocity
angular velocity

—0.0002 + 0.00013
—0.2323 4 0.70675
—0.1883 + 0.0137j

0.1086 — 0.1174;5
—0.5150 + 0.2884;
0.0769 — 0.0122;

—0.0082 + 0.0113;
0.7900 + 0.00795
0.0413 + 0.0524;

pitch rotation 0.0453 4 0.63955 0.3697 — 0.6952j 0.6068 + 0.0546

10,

— FOM (V, =0.1% U, )
x:-x FOM (V, =10% U, )
e - POD (35 snaps)

— FOM (V, =0.1% U, )
x-x FOM (V, =10% U, ) ||
e - POD (35 snaps)

vertical velocity / gust amplitude
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non-dimensional time non-dimensional time

(a) Vertical velocity (b) Lift coefficient variation

Figure 5.16: Response to gust encounter for ‘1-cos’ gusts with amplitudes of V, = 0.1% and
Vy = 10% free-stream velocity and gust wavelength of 10 chord lengths at p = 73.

of this methodology to larger amplitude gusts. In those cases, non-linear effects are
expected to take place. Although the reduced model should be compared to the full
order model acting linearly only, non-linear effects were investigated by performing
a ‘l-cos’ gust simulation with a wavelength of 10 chords and a large amplitude of
Vy = 10% free-stream velocity. This corresponds to an amplitude similar to EASA
regulations [57]. Results are scaled by the gust amplitude and presented in Fig. |5.16
alongside the linear full order solution and the ROM curve already shown in previous
plots and corresponding to an amplitude of V;, = 0.1% free-stream velocity. For this
particular case, a largest difference of +5% was found between linear and non-linear
results, since non-linear effects are weak and they involve mainly peak values. The
large-amplitude gust produces results which are almost proportional to the ones pro-
duced by the small-amplitude one. This suggests two considerations. First, a linear
approximation can produce reliable results when investigating gusts with regulation
amplitude. Secondly, the reduced model based on the data-based identification, which
is not able to reproduce any non-linearity, can be accurate enough to investigate the
behaviour of the system during an encounter with a certification gust. These statements

are investigated further for an industry-size test case in the next Chapter [6]
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5.6 Computational Cost

The computational cost of the ROM can be split in two main contributions. The first
involves building the modal bases using LFD calculations for both operator-based and
data-based approaches. Obtaining an LFD solution for the wing-tail configuration
takes around 7 min on an Intel Xeon E3-1245 CPU (single-core) converging 8 orders
of magnitude. The total CPU time is summed as 2 h for operator-based ROM with
dynamic derivatives, 7 h for the one with Schur tracing refinement and 3 h for the
data-based ROM with 25 samples. The second contribution is given by the integration
of the ROM equations and omitted in this calculation since it is negligible. These
numbers are compared to the 3 days required by one non-linear full order reference
simulation coupling unsteady RANS aerodynamics and non-linear flight dynamics
equations for gust encounters on the same single-core hardware. Typical parameters
employed for the time-domain simulation were a non-dimensional time-step of 0.05.
Convergence in dual-time was met when a residual of 1 x 1073 was reached. The
maximum number of 100 inner iterations was set and Cauchy convergence for drag
and using 19 samples with a tolerance of 1 x 10710 was enabled during inner iterations
to reduce the computational time. Considering that multiple gust lengths must be

analysed during aircraft design, a reduction factor of 100 can be obtained.

5.7 Chapter Summary

In this chapter, mode identification and model reduction were exploited for the lon-
gitudinal dynamics of a simplified test case describing the dynamics of a large civil
aircraft. Some fundamental challenges were addressed. Specifically, identification of
flight dynamics eigenpairs when they are located inside the cloud of fluid eigenval-
ues, for example at low values of mass ratio, was a crucial task to be addressed. It
was successfully performed with a hierarchy of methods which provide an increasing
level of accuracy. Tracing was applied to multiple flight dynamics modes as well. In
addition, a non-trivial equilibrium condition was taken into account using a trim-
ming procedure based on the Broyden method.

Model reduction was investigated for two parameter sets corresponding to different
mass ratios. The first case concerned a condition with dominant flight dynamics
modes and the operator-based method reproduced accurately the full order results
for both initial disturbance and gust encounter simulations. For the second case, the
flight dynamics eigenvalues were located in the cloud of aerodynamic ones. Their
identification needed a procedure based on multiple steps which started from the
results of the quasi-steady method and proceeded with a refinement based on dynamic
derivatives and Schur complement method. The operator-based identification led to

good results for initial disturbance analysis. However, results were unsatisfactory for the
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gust encounter simulations. An investigation showed that eigenvectors coming from the
coupled Jacobian matrix do not contain enough information to fully reproduce system’s
response to external disturbances. Hence, the data-based identification was performed
for such cases and a interpretation of the POD modes was suggested.

In conclusion, a key finding of this chapter is the reliable multi-step procedure which
enables an application of the method to three-dimensional test cases such as the one
described in Chapter [6] It does not need computing the full set of eigenvalues for the cou-
pled Jacobian matrix and it is capable of identifying flight dynamics eigenpairs regardless
their position in the complex plane. Based on results presented in this chapter, the
application of the proposed method is summarised as follows. First, the operator-based
identification is performed using dynamic derivatives calculated for reduced frequencies
in the range where flight dynamics modes are expected. To speed up the procedure, the
tracing can start from an approximation obtained with a quasi-steady approach. Sec-
ondly, if flight dynamics eigenvalues are far from the imaginary axis, a refinement using
the Schur complement method is required. Thirdly, if the focus is on system response

to external disturbance, the data-based identification can provide accurate results.
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Chapter 6

Longitudinal /Lateral Dynamics

In this chapter, mode identification and model reduction technique are scaled from small-
sized two-dimensional applications to a practical three-dimensional test case. Technical
challenges, which arise when the investigation is scaled to large industry-relevant cases,
are addressed. Specifically, performing the tracing with Schur complement method is
computationally challenging and the operator-based identification is based on samples
of dynamic derivatives using a linearised frequency domain solver instead. The tracing
procedure was further improved to produce reliable results with a limited number of
samples. In addition, large part of the eigenspectrum, easily calculated for small cases
with direct methods, is now inaccessible. Although such information is not needed for

the reduction per se, it provided a useful reference for comparison.

A modular approach to the model reduction was developed which is composed of
three parts. First, the operator-based identification is employed for the flight dynamics
modes. Results concerning aircraft’s stability and handling quality are then available.
Secondly, the data-based identification is applied to the aerodynamic subsystem only.
Thirdly, modes coming from both operator-based identification and data-based one are
included together in the modal basis for the subsequent reduction. The modularity
consists in computing one or more of the three parts separately and being able to
build a joint reduced model afterwards. This is a time-saving approach which makes
building the reduced model for the coupled system faster. Existing software and data,
which are usually available for the aerodynamic subsystem only, can be exploited and
some computations concerning aerodynamics can be skipped.

Regarding the full order model, the equations of motion are used in modal form.
This formulation makes the implementation easier since software infrastructure already
available for structural dynamics can be exploited. Aerodynamics is provided solving
RANS equations with Spalart—Allmaras turbulence model and surface displacements,
calculated with the modal solver, are applied to the CFD grid using mesh deforma-
tion. The method was implemented using DLR-TAU for the aerodynamic subsystem.
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The coupling between CFD and rigid-body solver was achieved within the FlowSim-
ulator software framework [99]. An ad-hoc code was developed for the tracing and
for the operator-based model reduction. Existing results and tools were exploited
for the data-based identification of the aerodynamic subsystem. In particular, the
computationally expensive calculation of the snapshots matrix was avoided thanks to
results produced in [I7] and made available by the authors. The majority of results

reported in this chapter have been presented in [105].

6.1 Governing Equations in Modal Form

The modal formulation of flight dynamics equations described in Section [2.2]is exploited
in this chapter for the flight dynamics model. The six modal shapes and their related
generalised masses, which are needed to solve Eq. , were obtained by analysing
the structural finite element model with MSC.Nastran [I0I]. They are used to perform
the integration of Eq. , which is restated here for convenience,

d?n

JY i
de?

=F [2-46)

and to calculate results such as displacements and generalised forces. The mode shapes
are a linear combination of rigid-body translations and rotations in the three-dimensional
space. This becomes clear in Fig. [6.1} For example, mode 1 in Fig. is composed
mainly of yaw rotation but a translational component in the longitudinal plane is visible.
Mode 4 in Fig. [6.1(d)| shows roll rotation alongside vertical translation. Similarly, none
of the remaining modes corresponds to pure translational or rotational modes either.
A physical interpretation of results is provided with the transformation in Eq. .
An new set of 6 pure translational and rotational modes is created by prescribing unit
displacements, specifically translations of 1 m in each of the three directions and rotations
of 1 deg around each of the three axes according to the sign convention usually adopted in
flight dynamics [34, [122], shown in Fig.|6.2l The mode shapes for the new set of modes are
depicted in Fig. 6.3l Each of them corresponds to a single rigid-body degree-of-freedom.
This facilitates the physical interpretation of results and it is in contrast with the set
of modes in Fig. [6.1] where each mode is a linear combination of rigid motions. The
Nastran modes are store in matrix =, the pure rigid-body modes are stored in matrix Y.
The transformation 7" in Eq. is computed and applied to displacements and
velocities as post-processing step in order to translate results from the Nastran set of
modes, which are used to perform computations, to the pure rigid-body modes, which
provide physical insight. The transformation is also used to obtain physical interpreta-
tions of the generalised aerodynamics force (GAF) matrix @ which is always computed
using the Nastran set of modes. When the GAF matrix is translated into the pure

rigid-body set of modes, it represents the ratio of aerodynamic forces with respect to the
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(a) Mode 1 (b) Mode 2

(c) Mode 3 (d) Mode 4

(e) Mode 5 (f) Mode 6

Figure 6.1: Rigid-boy mode shapes emerging from wind-off structural analysis. A scaling
factor is applied for better visibility.
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Figure 6.2: Sign convention used to present results with physical quantities.

motion in distinct directions of the reference frame shown in Fig. [6.2l Hence, its entries

can be interpreted as dynamic derivatives in the traditional flight dynamics context.

6.2 Large Civil Aircraft

Results are presented for a large civil aircraft in cruise condition flying at 10 km
altitude, Mach number of 0.85, Reynolds number of about 49 millions and a mean
aerodynamic chord (m.a.c.) of 7 metres. The geometry is representative of a modern
long-range, wide-body passenger aircraft. The mesh for CFD calculations consists of
nearly 8 million points with a far field located at 77 wing m.a.c. away from the body.
The steady state solution results from the iterative trimming procedure based on the
Broyden method [27] already discussed in Section Conditions for straight and
level flight provide target values for lift and moment while elastic deformations are
taken into account by including 94 elastic modes in the procedure. The reference point
for rotation is the centre of mass. Angle of attack and horizontal tail rotation are
updated iteratively to meet the trimming requirements. Thrust balances drag at the
equilibrium and its orientation is assumed horizontal at all time. The CFD mesh is
deformed at each iteration to account for elastic deformation. The pressure coefficient
for the resulting steady state is shown in Fig. 6.4l A shock wave is clearly visible
on the upper surface of the wing while the horizontal tailplane is shock free. These
steady non-linearities are retained in the reduced model which describes the variations

of fluid and flight dynamics unknowns around the trimmed solution.
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(a) X translation mode (b) Roll rotation mode

(¢) Y translation mode (d) Pitch rotation mode

(e) Z translation mode (f) Yaw rotation mode

Figure 6.3: Artificial pure rigid-body mode shapes enabling physical interpretation of results.
A scaling factor is applied for better visibility.
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Figure 6.4: Steady state surface pressure resulting from trimming procedure and undeformed
aircraft shape.

6.3 Operator-based Identification

The operator-based identification procedure is described next for flight dynamics modes.
The geometry resulting from the elastic trimming is now frozen and the system assumed
to evolve rigidly without any additional elastic deformation. The 6 x 6 GAF matrix Q)
in Eq. was pre-computed in the frequency domain. For each of the 6 rigid-body
modes, the right-hand side of Eq. was produced using central finite differences
and the linear system solved at the specified reduced frequencies. This corresponds to
calculating the aerodynamic responses to sinusoidal rigid motions. The complex-valued
flow solutions were then projected onto the generalised rigid-body modes providing
the frequency response function relating the sinusoidal excitations to GAF's for the 6
modes. The results of these calculations are complex-valued GAF matrices computed
at 7 positive values of reduced frequency spaced with a power law of 3 in the range
[0,0.05]. The upper limit was chosen based on typical frequencies of flight dynamics

modes for the same class of aircraft. Magnitude and phase of two representative entries

of the GAF matrix as function of frequency are depicted in Figs. [6.5(a)| and |6.5(b)|
Equation (2.49) was used to translate the matrix into the reference frame shown

in Fig. |6.2] in order to provide physical quantities.

The tracing in Eq. (3.25]) leading to the flight dynamics parts of the eigensolutions of
the coupled system is performed using Newton’s method reported in Section Cubic

Hermite spline interpolation is adopted to evaluate Q at frequencies not sampled. A

relaxation parameter of 0.8 is adopted for the Newton solver. The derivative % ~ g—g in
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Figure 6.5: Operator-based identification for a large civil aircraft.

103



Eq. is taken into account during the implementation to accelerate the convergence
and it is calculated using central finite differences with e = 1 x 1078, The procedure to
solve Eq. starts at a small value of 8 = 0.15 with the calculation of the initial
guess, needed by Newton’s method, using the quasi steady state approach described in
Section Specifically, eigensolutions of the small system in Eq. are calculated
assuming @ = Q(w = 0) with direct methods implemented in the eig() function in
MATLAB as previously done for the two-dimensional wing-tail configuration. It can be
noticed that the entries of Q(0) correspond to stability derivatives which are usually
adopted to investigate the behaviour of flight dynamics systems. The eigensolutions of
this simplified problem provide the initial guess for the tracing which is composed of two
loops. The outer loop increases the value of 5 gradually in 19 steps until the coupling
of flight dynamics and aerodynamics is fully taken into account at 5 = 1. At each value
of 3, the inner loop is started by the Newton solver which iterates until the norm of the
residual vector reaches machine precision. The converged solution is then returned to
the outer loop which will use it as initial guess to seek the eigensolution for the next
B value. Calculation of eigenpairs corresponding to negative reduced frequencies are
obtained by complex conjugating the ones computed at positive frequencies.

The eigenvalues resulting from the tracing are shown in the complex plane in
Fig. Their evolution from the rigid-body modes characterised by zero frequency
and damping is clearly visible and due to the gradual inclusion of aerodynamics. The
tracing procedure shows that these eigenvalues move to locations in the complex plane
corresponding to real numbers as well as complex conjugate pairs and a physical
interpretation can be given in terms of dynamic stability modes [34]. They are identified
using their eigenvector components in addition to frequency information available in
literature. For longitudinal dynamics, two oscillatory modes were expected, namely
short period and phugoid. The short period corresponds to the complex-conjugate pair
with the highest frequency. It describes pitch rotation and vertical velocity. Regarding
the phugoid which is characterised by varying pitch rotation and horizontal speed, it
must be noted that some simplifications are made in the full model since the thrust
orientation does not follow the pitch rotation. Although this does not fully reflect the
physical behaviour of long term dynamics, the phugoid mode can be found close to the
origin having a very long period and small damping. As a result of the simplifications,
the real part of its eigenvalue is a very small positive number.

Regarding lateral dynamics, three modes were expected, specifically Dutch roll,
spiral and roll subsidence modes. The first one corresponds to the complex conjugate
pair with the second highest frequency. It lies in the same frequency range of the short
period mode but it is completely unrelated to longitudinal dynamics since it is mainly
composed of roll and yaw rotations, as shown shortly. The roll subsidence mode is stable
with a negative real part and zero frequency. Conversely, the real-valued spiral mode is

unstable. The physical interpretation of the remaining eigenpairs is less clear compared

104



(a) Adjoint eigenvector (b) Direct eigenvector

Figure 6.6: Real part of pressure component for short period eigenvector.

with the traditional scheme. Their eigenvectors represent absolute translations which do
not affect the aerodynamic response [22] and for which the eigenvalues are supposed to
be zero. However, the corresponding eigenvalues are small real numbers located around
the origin and their values could be affected by numerical inaccuracies.

The tracing procedure is performed for direct and adjoint problems solving Eq. .
The fluid parts of direct eigenvectors are then computed with Eq. assuming
R(A) = 0, to employ aerodynamics consistent with the calculation of dynamic derivatives.
This simplification avoids convergence problems for the linear solver as well. Such
convergence problem might arise when A is in the cloud of the aerodynamic eigenvalues
and the shifted matrix (Asy — AI) becomes almost singular. Although computing
the cloud is computationally prohibitive, the short period mode is suspected to be
close to aerodynamic eigenvalues since the calculation of its fluid part by means of
Eq. was extremely difficult. Solving the linear system with R(\) = 0 avoids the
problem and simplifies the calculation of the eigenvectors’ fluid components. However,
this could lead to lower accuracy of the final reduced order model since the influence
of damping on fluid part of eigenvectors is discarded.

The real parts of pressure component for the adjoint and direct fluid part eigenvectors
related to the short period mode are depicted in Fig. The adjoint one in Fig. |6.6(a)|
shows that most of the information is located upstream. They form an asymmetric area
which extends from the aircraft to the far field. The direct eigenvector in Fig. [6.6(b)]
has stronger components closer to the aircraft surface and in the wake. The sign of
pressure alternates leading to asymmetrical results. Physically, this suggests a mode
composed of vertical translation and/or rotation in the longitudinal plane. In addition,
the components of the eigenvectors show a symmetry with respect to the longitudinal

plane, as expected from a longitudinal flight dynamics mode.
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(a) Adjoint eigenvector (b) Direct eigenvector

Figure 6.7: Real part of pressure component for Dutch roll eigenvector.

Conversely, the Dutch roll, which is presented in Fig. [6.7] is a lateral mode. The
pressure distribution for the direct eigenvector is now antisymmetric in the X7 plane as
shown in Fig. The trace of the steady-state shock wave is clearly visible on the
wing’s surface and the pressure distribution shows opposite signs for both wing and wake.
A physical interpretation is that the Dutch roll mode rotates the aircraft in the lateral
plane and pressure changes by increasing on the port and decreasing on the starboard.
This is a distinctive behaviour of lateral modes. The adjoint eigenvector in Fig. |6.7(a)]
presents the information clustered in the region upstream the aircraft. The top view
shows that pressure in regions located on the left and right of the fuselage has an
antisymmetric behaviour. This confirms the findings obtained for the direct eigenvector.

Pressure components for the remaining eigenvectors are illustrated in Fig. [6.8
Regarding the phugoid, its adjoint eigenvector has most of the information upstream
as shown in Fig. Multiple regions can be identified where pressure alternates
between positive and negative. A similar behaviour is shown for the direct eigenvector
in Fig. Regions of positive and negative pressure can be identified on the wing as
well. Both adjoint and direct eigenvectors are symmetric with respect to the XZ plane.
Compared to the short period mode in Fig. the phugoid’s pressure distribution
appear more tidy. As far as the roll mode is concerned, its adjoint eigenvector is depicted
in Fig. . It is a lateral mode and the information upstream is distributed in four
bands with positive and negative pressure. In addition, lateral modes are characterized
by antisymmetric distribution of the direct eigenvector and this is confirmed for the
roll mode in Fig. [6.8(d)} Pressure is lower in the starboard and higher in the port.
This provides physical insight about how the flow is affected by the roll mode. The
set of lateral and longitudinal flight dynamics modes is completed by the spiral mode.
Pressure distribution for its adjoint eigenvector is shown in Fig. Areas of negative
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and positive pressure are located upstream with a smooth transition between them. A
physical interpretation is not immediate since the motion related to the spiral mode
is complex and composed of roll, yaw and vertical translation. Thus, the regions
highlighted by adjoint eigenvector reflect this behaviour. The corresponding direct
eigenvector is illustrated in Fig. . In the flow field the distribution is almost
antisymmetric but some small differences are present. These come from the complex
motion which is not symmetrical neither in the longitudinal nor lateral plane. Similarly,
pressure distribution on the wing’s upper surface is not perfectly symmetric and it

is composed of alternating regions of low/high pressure.

Flight dynamics parts of direct eigenvectors are discussed next. Denote ()\(j ), Pl ))
as the direct eigenpair corresponding to a mode dominated by flight dynamics con-
tributions. Generalised displacements 5\?), which are associated with the specific

mode and depend on time, are defined as
V(1) = (@Y M) (6.1)

Displacements ) of the CFD mesh points are then calculated with Eq. and
they can be exploited to produce an animation for each mode which illustrates the flight
dynamics part of the eigenvector. Some frames from such animations were extracted
and included here. They were taken at six times linearly spaced during one period
of motion in order to show changes in the aircraft position and orientation due to
the specific mode. The short period mode is characterized by changes in vertical
position as visible by comparing the frames in Fig. 6.9 Another component of the
motion is pitch rotation which is synchronised with vertical velocity. It is clearly a
longitudinal mode since no lateral motion is involved. Regarding the phugoid, it is
animated in Fig. [6.10] The motion is mainly composed of horizontal translation and,
to a lesser extent, pitch rotation. Some very small variations in vertical translation
were found as well. The period of the phugoid is much longer in comparison with
the short period’s one. In Fig. the flight dynamics part of the Dutch roll direct
eigenvector is illustrated. It is a lateral mode which is composed of both roll and yaw
rotations. The resulting motion is complex since a small rotation in roll is followed by
an alteration of yaw and the two effects cannot be separated. Regarding its period,

it has the same order of magnitude as the short period’s one.

The reduced order model was then built. Note that the set of flight dynamics modes
obtained with the operator-based identification comes from an eigenmode decomposition
(EMD) of the Jacobian matrix. For this reason, the acronym EMD will be adopted
in the following to refer to it. The modal bases in Eq. were assembled using
the adjoint and direct eigenvectors. Their complex conjugates were added, too, for a
total of 12 eigenvectors, specifically three complex-conjugate pairs and six real-valued

eigenvectors. The reduced model was first exploited to perform initial disturbance
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(a) Adjoint eigenvector, Phugoid mode (b) Direct eigenvector, Phugoid mode
0
4
£
(¢) Adjoint eigenvector, Roll mode (d) Direct eigenvector, Roll mode

(e) Adjoint eigenvector, Spiral mode (f) Direct eigenvector, Spiral mode

Figure 6.8: Real part of pressure component for Phugoid, Roll and Spiral eigenvectors.
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(a) yr=0=1 (b) t/1 =1/

(c) 41 =2/c (d) ¥/r =3/

(e) ¥/r =1/ (f) /1 =5/6

Figure 6.9: Flight dynamics part of short period direct eigenvector depicted as a series of
snapshots taken during one period. A scaling factor is applied for better visibility.
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(a) /7 =0=1 (b) /7 ="1/s

(c) Yr =72/ (d) Y =3

(e) Y/r="1/s (f) t/r =%/6

Figure 6.10: Flight dynamics part of phugoid direct eigenvector depicted as a series of snapshots
taken during one period. A scaling factor is applied for better visibility.
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(e) Y1 =4/ (f) /7 =5/6

Figure 6.11: Flight dynamics part of Dutch roll direct eigenvector depicted as a series of
snapshots taken during one period. A scaling factor is applied for better visibility.
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Figure 6.12: Results for initial disturbance of 0.01 degree in pitch degree-of-freedom. ROM
includes flight dynamics modes (EMD) only.

analysis by time-integration and results are shown in Fig. [6.12 for a disturbance in the
pitch rotation of 0.01 degrees. Generalised aerodynamic forces were computed during
the post-processing as second derivatives of the generalised coordinates according to
Eq. . Overall, full order and reduced models show a stable response as expected
from the real part of the longitudinal eigenvalues. In Fig. the pitch rotation is
presented. Initial conditions are not fully reconstructed by the reduced model and this
can be interpreted as information lost when reducing the model from about 48 million
to 12 degrees-of-freedom. The trend for pitch rotation is thereafter captured accurately
by the reduced model with results converging to the full order ones. In Fig. [6.12(b)|
a similar trend is shown for the GAF in the vertical direction. The full order model
GAF shows an initial jump from a zero value followed by a slow recovery. Apart from
the discrepancy in the initial conditions already discussed for the pitch rotation, the
ROM results match the full order response well. Summarising, the reduced model
containing 12 flight dynamics modes, specifically three complex-conjugate pairs and six
real-valued eigenvectors, is able to reproduce results for initial disturbance analyses.
In addition, removing the lateral flight dynamics modes from the modal bases does
not affect the results for longitudinal disturbances as shown in Fig. [6.12] with an
additional curve for both pitch rotation and vertical direction.

The model is subsequently expanded to account for external gust disturbances by
introducing the term gTﬁ in Eq. and defining the shape of the travelling gust
with the vector uy. The ‘1-cos’ gust shape adopted for the investigation is depicted in
Fig. It extends along the lateral direction while the amplitude is applied in the
vertical direction only. Results for a wavelength L, = 116 m and two gust amplitudes V,
are presented in Fig. Two curves are shown for the full order model. The first
corresponds to a gust disturbance acting linearly (V,, = 0.01% of free-stream velocity)

whereas the second one represents a gust amplitude as prescribed by EASA regulations
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Figure 6.13: Shape of the vertical gust with gust length L, = 116 m.

for the given gust length (V;, = 6.1% of free-stream velocity). Although ROM results
should be compared to the linear model, including results for the certification gust helps
highlighting non-linear effects. Both reference solutions show an oscillation for the pitch
rotation GAF in Fig. This is due to the alteration in pitching moment brought
by the disturbance which is followed by a response from the stable system. Non-linear
effects alter the peak values and accelerate the response decay as shown by the large
amplitude gust. An offset between linear and certification gusts is visible at the end
of the simulation. This depends on the tiny amplitude used for the linear excitation
whose effects are dissipated more quickly and it is affected by the numerical solution
scheme and chosen tolerances. The full order results are compared to the ROM which
shows some discrepancies in the peak values and a phase lag. This is due to a lack
of information to fully reconstruct the effect of aerodynamic disturbances. The flight
dynamics eigenvectors, coming from the Jacobian matrix of the coupled system, are
unable to fully account for the effects of pure aerodynamic disturbances such as gusts,
as discussed in Chapter [5| When the gust has passed the aircraft, the reduced model
converges to the full order results. This behaviour is confirmed by the vertical GAF in
Fig. The first peak, which is mainly due to the aerodynamic disturbance, is not
fully predicted. Thereafter, the GAF value provided by the reduced model converges
to the reference value confirming that flight dynamics modes are able to describe the

system behaviour when not subject to external disturbances.
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Figure 6.14: Response to ‘l1-cos’ gust with wavelength L, = 116 m and gust amplitudes
Vy. = 0.01% and V,, = 6.1% of free-stream velocity. ROM includes flight dynamics modes
(EMD) only.

6.4 Data-based Identification

A solution to reproduce full order response to external disturbances with the reduced or-
der model is provided with data-based identification which is described next. A snapshot
matrix is populated with 20 solutions to Eq. and their complex-conjugates, each
corresponding to a harmonic fluid response for a sinusoidal gust in the reduced frequency
range [0, 2]. The upper limit of the frequency to sample was chosen based on Fourier de-
composition of the ‘1-cos’ gust for the wavelength to be investigated. POD decomposition

was applied to obtain 39 POD modes which describe the aerodynamic response only.
Considering a static aircraft, i.e. neither moving in the longitudinal nor lateral degrees-

of-freedom, the reduced model containing POD modes only is capable of reproducing the
full order results as presented in Fig. for a ‘1-cos’ gust with amplitude V. = 0.01%
of free-stream velocity and gust length L, = 116 m. Regarding the lift coefficient in
Fig.6.15(a), full order results are characterised by a peak value followed by a smooth
decay. The reduced model follows the reference curve and peak values as well as transient
behaviour are well reproduced. A similar trend is shown for the moment coefficient
in Fig. [6.15(b)| which is evaluated accurately by the reduced model, confirming that
the reduction with POD modes is a valid approach for the static case. These results

have previously been published in [I7] and made available by the authors.
The POD modes were used for the free-flight problem by adding them to the modal

bases ® and V¥ in Eq. which were already populated with flight dynamics modes
from the operator-based identification. These are now composed of flight dynamics
modes identified with the operator-based method and POD modes given by the data-
based identification applied to the aerodynamic subsystem only. This reduced model is
denoted joint ROM since it results from the fusion of two parts. Approximate eigenvalues

of A were obtained by calculating the eigenvalues of the reduced matrix U A® and
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Figure 6.15: Response to ‘l-cos’ gust with wavelength L, = 116 m and gust amplitude

Vy. = 0.01% of free-stream velocity for a fixed and rigid aircraft. ROM includes POD modes
only.
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Figure 6.16: Eigenspectrum comparing approximate eigenvalues calculated with operator-based
identification, POD and joint approaches.

results are shown in Fig. A comparison with flight dynamics eigenvalues calculated
with the operator-based identification shows that eigenvalues related to flight dynamics
are affected by the coupling since they move slightly in terms of both frequency and
damping. Approximate eigenvalues of A;s were obtained solving the eigenproblem
for \I/gODAffCIJPOD and they are reported in Fig. as well. Their locations in the
complex plane change when flight dynamics modes are added. The largest displacement
of 3% was found for the flight dynamics eigenvalues. Negative imaginary parts in

the global view are omitted to increase visibility.

The joint reduced model based on flight dynamics and POD modes was used to
simulate an encounter with a ‘1-cos’ gust with amplitude V,, = 0.01% of free-stream
velocity and gust length L, = 116 m. Results are presented in Fig. together with
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Figure 6.17: Response to ‘l-cos’ gust with wavelength L, = 116 m and gust amplitude
Vy. = 0.01% of free-stream velocity. ROM includes flight dynamics (EMD) and POD modes.

the ones obtained using flight dynamics modes only in Section Figure
shows a very good agreement between the full order model and ROM using flight
dynamics and POD modes for the GAF in pitch rotation. The general trend is well
represented and results match after the disturbance has passed the aircraft. Peak
values are also well reproduced with a minor error on the first peak. The ROM
behaviour is confirmed for the vertical GAF in Fig. since the reference data is
accurately reproduced. Thus, it can be concluded that the reduced model build using
both sets of modes is able to reconstruct the system’s behaviour for a small-amplitude
‘1-cos’ gust encounter simulations. For sake of completeness, it must be noted that
the differences reported in Fig. [6.14] between system’s linear and non-linear response,
corresponding to small and large amplitude gust encounters, are not reproduced by the
linear reduced order model. Thus, the findings reported in Chapter |5 are confirmed
here and the reduced model could be considered accurate enough to assess system’s

response to certification gusts in an industrial context.

The model reduction technique provides also a reconstruction of the flow field
for each time step. This represent an advantage of this method over the approach
traditionally adopted by industry for which this calculation should be performed as
post-processing step. As an example, the pressure distribution at the peak value in
Fig. is depicted in Fig. [6.18(a)l It is calculated with the joint ROM and it
shows a strong shock wave on the wing upper surface. The flow field is dominated by
the shock which produces the largest jump in the pressure distribution. This result
is compared to the full order model which provided the reference. The difference in
terms of pressure coefficient is presented in Fig. The largest differences are
located on the upper wing surface, close to the trailing edge. However, the maximum

difference was found to be 0.05% which indicates a very good match.
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(a) Pressure coefficient distribution (b) Difference in terms of pressure coefficient be-
tween reduced and full order models

Figure 6.18: Pressure coefficient at peak value of vertical GAF obtained from reduced order
model and comparison to reference full order results.

Regarding the cost of building the reduced model for the longitudinal dynamics of the
large civil aircraft, it can be split in two parts. The first is given by the operator-based
identification which required the calculation of 7 GAF matrices for a total of 42 LFD
solves for columns of A¢,. A number of 18 additional solutions are needed to obtain
the direct and adjoint eigenvectors. The second part involves the evaluation of POD
modes with 20 solutions of Eq. . The total cost of the ROM is estimated to be
80 LFD computations. The cost of a single full order simulation is comparable to 48
LFD solves using the same hardware configuration. However, it is highlighted here that
multiple gust lengths must be investigated during the aircraft design and certification
process, and each one requires an individual full order simulation. Conversely, the
reduced model can be used to simulate encounter with gusts having different lengths,
each at a negligible computational cost, as shown in Fig. [6.19] for a ‘1-cos’ gust with
length Ly = 214 m and amplitude V,, = 0.01% of free-stream velocity. Using only flight
dynamics modes for the reduction leads to inaccurate results for the peak values, as
already presented for the shorter gust. However, the enhanced reduced model matches
the reference in terms of transient response as well as peak values for pitch rotation
GAF as depicted in Fig. Similar results are reported for the vertical direction
GAF in Fig. This confirms that the model reduction technique is a valid tool

to evaluate the response of free-flying aircraft subject to gust disturbances.
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Figure 6.19: Response to ‘l-cos’ gust with wavelength L, = 214 m and gust amplitude
Vy. = 0.01% of free-stream velocity. ROM includes flight dynamics (EMD) and POD modes.

6.5 Model Reduction for Lateral Dynamics

So far, applications of the model reduction method concerned longitudinal dynam-
ics. However, eigenmodes extracted with the operator-based identification contain
information to represent lateral dynamics as well. The modal bases from the operator-
based identification do not require any additional computation to be used for lateral
dynamics. An encounter with a lateral gust is analysed in this section to demon-
strate the versatility of the reduced model. This is not a comprehensive study and
it represents a proof-of-concept for future applications.

The model was exploited for a ‘l-cos’ gust with wavelength L, = 116 m in the
lateral direction and gust amplitude Vg, = 0.01% of free-stream velocity as illustrated in
Fig.[6.20] Results for the gust encounter simulations are presented in Fig. for the
GAF response in the roll and vertical velocities. The reduced model is able to reproduce
accurately the lateral response in the roll motion as shown in Fig. The peak
value for the roll velocity is captured while reduced and full order models converge to
the same value at the end of the simulation. Results for other lateral quantities are not
reported since they show a similar behaviour. Lateral and longitudinal dynamics are
traditionally treated independently [122] and the aircraft subject to lateral gust has a
very weak response in the longitudinal dynamics as shown in Fig for the vertical
GAF. Although the agreement between ROM and full order model is only qualitative,
note that the longitudinal response to lateral gusts is two orders of magnitude smaller
than the corresponding lateral response shown in Fig. [6.21(a)

The inclusion of lateral modes in the modal bases is expected to be essential to obtain
the results of Fig. The effect of neglecting just one lateral mode, but retaining the
others, was hence investigated. This was done to show that a key element for a successful

reproduction of lateral dynamics is an accurate identification of the Dutch roll mode. A
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Figure 6.20: Shape of the lateral gust with gust length L, = 116 m.
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Figure 6.21: Response to ‘1-cos’ lateral gust with wavelength L, = 116 m and gust amplitude
Vg, = 0.01% of free-stream velocity. ROM includes flight dynamics modes (EMD) only.

gust encounter with the same parameters of Fig. |6.21(a)| was simulated with the reduced
model using modal bases containing all but the Dutch roll mode. Results are shown in

Fig.[6.22] and compared to both full order reference and to the reduced model using all
modes. In Fig. the effect of excluding the Dutch roll mode is clearly visible
on the GAF in the roll degree-of-freedom. The peak value is underestimated and the
reconstruction of the transient behaviour worsened. Conversely, the Dutch roll mode does
not contribute to the reconstruction of longitudinal response since very similar curves
are obtained either including or excluding it from the bases as depicted in Fig. [6.22(b)
Overall, this confirms that an accurate evaluation of lateral modes, in particular of the

Dutch roll mode, is needed to achieve goods results for the lateral response.
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Figure 6.22: Response to ‘1-cos’ lateral gust with wavelength L, = 116 m and gust amplitude
V4, = 0.01% of free-stream velocity. ROM modal bases do not include Dutch roll.

6.6 Chapter Summary

The chapter concerned the model reduction for a coupled system involving flight
dynamics and computational fluid dynamics applied to a large civil aircraft. This
is an upscaling of techniques already developed for two-dimensional test cases and
reported in Chapters [d and [5] In particular, the scalability of the method towards an
industrial test case has been investigated. The problem of dealing with large models
involving large CFD grids was tackled. A key point of the investigation is that frequency
domain methods are exploited to accelerate every step of the reduced model calculation.
Thus, CFD accuracy is retained and the computational cost is kept at the minimum.
The key challenge of identifying flight dynamics modes regardless their position in
the complex-plane was performed using dynamic derivatives distributed along the
imaginary axis. Although the tracing was thus simplified, the calculation of fluid parts
of eigenvectors represented a new challenge due to almost singular matrices. This was
overcome by computing the LFD solution assuming R(\) = 0.

The results show that the reduced model based on the operator-based identification
is capable of matching the full order reference in terms of flight dynamics response. In
particular, results obtained for the initial disturbance analysis highlighted the suitability
of the technique for large cases as well. Results for gust encounter simulations are less
accurate since the lack of aerodynamic modes leads to underestimation of peak values
for flight dynamics response. This problem is solved with the data-based identification
method, adopting a strategy similar to the two-dimensional test cases. The data-based
identification was performed on the aerodynamic subsystem only and the POD modes
were combined with modes from the operator-based identification. This allows for a
modular approach where different parts of the ROM can be exploited independently

or in conjunction with others, according to the need. Results were produced for two
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gust lengths showing a good agreement and a discussion about computational cost is
provided. The last part of the chapter described a preliminary investigation towards
lateral dynamics since the operator-based identification produced both longitudinal and
lateral modes. A lateral gust encounter simulation was performed and results compared
to the full order reference. The reduced model was capable of reproducing the lateral
dynamics response accurately. This is largely due to the good accuracy obtained when
evaluating the lateral modes as confirmed by an additional brief investigation.
Overall, the method has proved to be reliable and suitable for applications involving
practical test cases. The modular approach based on operator-based identification
with the addition of aerodynamic modes from the data-based methodology allows for
multiple applications of the same ROM. For example, the operator-based ROM is
suitable for stability analyses and to reproduce flight dynamics effects whereas the
data-based one can be trained for various external disturbances besides gusts. Focusing
on the big picture, this test case showed that this model reduction technique can
enhance the current industrial practice for gust certification by including flight dynamics
effects as well as unsteady CFD aerodynamics. Possible applications are rapid gust

encounter simulation at the edge-of-the-envelope design.
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Chapter 7

Conclusions and Outlook

Model reduction of high-fidelity systems involving both flight dynamics and aerody-
namics based on computational fluid dynamics has been the aim of this thesis. This
work follows a modal decomposition and projection model reduction philosophy. The
specific tasks addressed here are the identification of modes for the reduction, the
construction of the reduced order model and then its efficient application to gust en-
counter simulations. The work enables aircraft manufacturers to predict the aircraft’s
behaviour accurately and quickly when it is subject to gust disturbances. Thus, the
aim of certification by simulation is brought closer and overall certification cost re-
duced. The final result will be a more efficient, cleaner aircraft whose design exploits
tools first developed in this work and for which cheaper tickets have to be paid. This
is the long-term vision which inspired this research and that this work contributes
to. A chapter-by-chapter summary is provided next.

The high-fidelity full order model is composed of two subsystems, as described in
Chapter [2| which implement aerodynamics and flight dynamics. Regarding the former,
it is based on either Euler or Reynolds-averaged Navier—Stokes equations with the
Spalart-Allmaras turbulence model providing a closure for the latter. Model reduction
is described in Chapter 3} The full order non-linear residual function is expanded in a
first-order Taylor series and the Jacobian matrix projected onto a small modal basis. The
calculation of modes for the projection is achieved with either of two methods. The first
one is called operator-based identification and it is based on the Schur complement of
the Jacobian matrix partitioned in blocks. It is suitable to extract few eigenpairs related
to flight dynamics from the coupled Jacobian matrix. The tracing is performed with
Newton’s method starting from rigid-body modes. The technique has previously been
applied to structural dynamics problems. Here, it is improved with novel contributions
for the specific computation of flight dynamics modes. A theoretical link between the
Schur complement method and dynamics derivatives is derived as well. In addition,
a data-based mode identification method is presented. The response of the coupled

system is sampled for sinusoidal gusts at multiple frequencies using a linearised frequency
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domain solver. Complex-valued results are collected as columns of a snapshot matrix
and proper orthogonal decomposition is applied to it. As a result, a number of POD
modes equal to the number of snapshots is obtained and they are used to populate the
basis for the model reduction. The data-based technique has been applied in literature
to various problems. However, its frequency domain application to coupled system
composed of flight dynamics and CFD aerodynamics represents a novelty.

In Chapter [] a first application of mode identification and model reduction is
presented. The coupled system is composed of a NACA 0012 aerofoil with transonic
aerodynamics based on Euler equations and the focus is on short-term approximation.
Full order results were reproduced accurately with the operator-based reduced model
for a large value of mass ratio. A multi-step procedure is developed for cases with
low values of mass ratio since the identification is significantly more challenging. It
consists of exploiting dynamic derivatives to provide a starting point for a refinement
stage which is performed with the Schur complement method. At the end, the method
provides results comparable to the direct extraction of eigenvalues but it does not rely
on any spectral information. The data-based identification was investigated as well.
Based on the Fourier decomposition of the ‘1-cos’ gust shape, a range of frequencies
was identified and the sampling procedure performed for multiple sinusoidal gusts on
the whole system including both aerodynamics and flight dynamics. Few tens of modes
were able to produce results matching the full order model. Overall, the test case is the
first application, to the author’s best knowledge, of a projection reduced order model
for a coupled system composed of CFD aerodynamics and flight dynamics with modes
identified applying either the operator-based or the data-based technique. The list of key
challenges which were tackled in Chapter [4]includes the tracing of flight dynamics modes
inside the cloud of fluid modes for the operator-based identification and the sampling
performed on the coupled system for the data-based one. They enable the application of
both identification methods to larger test cases which are shown in the following chapters.

An application of mode identification and model reduction to longitudinal dynamics
is presented in Chapter [5, The system is composed of a supercritical aerofoil and a
NACA 0012 which resemble a typical wing-tail configuration for large civil aircraft.
Aerodynamics is based on Reynolds-averaged Navier—Stokes equations and the equilib-
rium condition for the linearisation is computed with a trimming procedure based on
Broyden’s method. Results showing good performance of operator-based reduced model
were produced at a large value of mass ratio, thus confirming the findings yielded in
Chapter [ However, such reduced models provide only a qualitative reconstruction of
results at lower mass ratios. An additional investigation showed that modes coming
from the Jacobian matrix cannot accurately reconstruct the response to gusts at low
mass ratios since they do not contain information about any external disturbance.
A solution to this problem was proposed with the data-based identification method.

The coupled system was sampled at a finite number of frequencies and POD modes
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calculated. The results, which match the reference solution, were compared to the
operator-based ones. Although almost no difference exists when flight dynamics is
dominant at large values of mass ratio, results from the reduced model built using
the data-based method are more accurate when flight dynamics eigenvalues are inside
the aerodynamic cloud at lower mass ratios. Overall, the reduction in terms of com-
putational time is estimated to be two orders of magnitude for this two-dimensional
problem. Challenges addressed in Chapter [5| concern a more complex aerodynamics
based on Reynolds-averaged Navier—Stokes equations, a non-trivial equilibrium resulting
from a trimming procedure, the tracing of multiple flight dynamics modes with the
operator-based method and scaling the data-based method toward larger test cases.
The model reduction method is applied to a three-dimensional industrial use case in
Chapter [0} It represents a large civil aircraft flying at transonic speed. Aerodynamics is
modelled with Reynolds-averaged Navier—Stokes equations with the Spalart-Allmaras
model whereas flight dynamics relies on a modal formulation. Challenges depending
on the large dimension of the CFD subsystem were faced. For example, no spectral
information is available at all for this test case since eigenpairs extraction is prohibitive
also for few eigenvalues. This is a realistic scenario for a practical application of the
method. The operator-based mode identification was performed for both longitudinal
and lateral flight dynamics modes. Besides short period and phugoid, modes such as
Dutch roll, roll subsidence and spiral divergence were identified. Despite the short period
being supposedly located inside the cloud of aerodynamic eigenvalues, the multi-step
tracing approach developed in the previous Chapter |5 proved to be reliable for all
flight dynamics modes. In addition, the operator-based identification provided insights
about aircraft handling qualities and sensitive regions of fluid domain thanks to both
adjoin and direct eigenvectors. Results calculated with the operator-based reduced
model are accurate as far as initial disturbance analysis is concerned. However, results
for ‘1-cos’ gust encounters are less accurate. For them, the data-based approach was
investigated as alternative. Including flight dynamics modes as well as few POD modes
in the modal basis makes the reduced model capable of reproducing full order results
for gust encounter simulations. A preliminary investigation for lateral gusts showed
that the lateral flight dynamics modes, which were identified with the operator-based
method and included in the modal basis too, proved to be sufficient to reproduce the
lateral dynamics of the large civil aircraft. However, further research is still needed. A
quantification of computational time needed to build and use the reduced model showed
that a comparable amount of time is needed by the full order model to run a single
simulation. However, a saving of up to one order of magnitude is achieved when multiple
gust lengths must be investigated and this is the case during aircraft certification.
Overall, both mode identification and model reduction methods proved to be an
effective way to perform quick simulations coupling flight dynamics and CFD aero-

dynamics, in particular for gust encounters, even when cost of building the ROM is
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Figure 7.1: Eigenspectrum resulting from the operator-based identification for a system
including aerodynamics, flight dynamics and structural dynamics.

taken into account. This represents a step toward a faster design process and brings
the long-term objective of aircraft certification by simulation closer. Novel aspects of
the work to the author’s best knowledge are the operator-based identification for flight
dynamics modes, the application of the data-based method in frequency domain to the
coupled system treated as a monolithic entity and the common theoretical framework
for both data-based and operator-based reduction. The test cases presented in the
thesis are novel applications of model reduction to both two-dimensional and three-
dimensional problems. The reduced model was able to reproduce full order results with

a computational cost saving ranging from one to two order of magnitude.

7.1 Future Work

Some areas of potential future research can be identified. Further research is needed
to include elastic effects in addition to flight dynamics ones since this is the ultimate
certification requirement. The mutual interaction between flexible structure and flight
dynamics degrees-of-freedom is expected to generate modes which describe both rigid
dynamics and a deformable structure. The test case to be investigated would be the large
civil aircraft described in Chapter [0l In fact, it is based on flight dynamics equations
written in modal form and the software framework is designed to be able to cope with
structural modes as well. Preliminary results from the operator-based identification for
the system including CFD aerodynamics, flight dynamics and structural dynamics are
reported in Fig. to describe the challenges lying ahead. The spectrum depicted in
Fig. contains three sets of modes. The first one is composed of flight dynamics modes
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which were obtained in Chapter [6] for the rigid aircraft. The second set contains elastic
modes for a static, non-moving, aircraft which were calculated by tracing the in-vacuum
structural modes. They typically describe an aeroelastic system which does not include
any free-flight effect. When flight dynamics and structural dynamics are included
together in the same model, rigid-body and structural degrees-of-freedom interact. The
operator-based identification performed on the system including aerodynamics, flight
dynamics and structural dynamics returned eigenvalues which are the third set included
in Fig. [7.1] They have an offset when compared to the eigenvalues obtained for the
distinct models. Such difference is more evident for flight dynamics modes since their
frequency and damping are both lowered. Regarding elastic modes, their frequencies are
not affected significantly but their damping values are. These preliminary results show
the next challenges to be faced in order to obtain a reduced model capable of including
flight dynamics and CFD-based aerodynamics to perform gust encounter simulations of
a flexible aircraft. In the long-term, control surfaces could be included in the reduced
order model as well by building on results provided in Chapter [ for a flap excitation.
The final aim would be a quick method for gust suppression applied to flexible aircraft.

Apart from the incremental improvements described so far, additional areas of re-
search can be identified which relate to this work. Inclusion of non-linear effects could be a
promising target as shown for large amplitude gusts in both Chapters[fland[6] In addition,
fluid non-linear effects such as shock separation could be included as well. A straight-
forward, albeit computationally expensive, way to obtain non-linear reduced model
would be to include high-order terms to the Taylor expansion of the non-linear full order
residual described in Section An example of this high-order expansion is given in [64]
for non-linear structure and linear aerodynamics. Once the non-linear ROM is available,
it will provide enhanced accuracy for gust encounter simulations since non-linear effects,
which are present for ‘1-cos’ gusts with certification amplitude, would be captured by
the reduced model. In addition, a new scenario, i.e. dynamic manoeuvre simulations,
could be investigated. In fact, the evolving flight conditions during a manoeuvre would
require the non-linear ROM to be capable of taking into account large displacements.

Furthermore, the main limitation of model reduction based on operator-based
identification could be tackled. Specifically, modal bases are tied to a particular
flight condition and they must be recomputed when a flight parameter change [53].
However, multiple conditions must be investigated in certification context, thus multiple
reduced models have to be computed. A way to alleviate this problem is highly
desirable. A possible solution is the pre-computation of multiple modal bases, each
one corresponding to a distinct flight condition in the range of interest. Interpolation
as described in [4] could provide the reduced model with the correct modal basis for
the flight condition to be investigated. Thus, a further reduction of computational

cost can be reached using the tools developed in this work.
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Appendix A

Derivation of Aerodynamic

Equations

Behaviour of any fluid flows is governed by three principles: conservation of mass,
Newton’s second law, which equates force to the product of mass times acceleration,
and conservation of energy [7]. These principles are expressed mathematically with
a set of equations named after two scientists from the 19th century who made semi-
nal contribution to fluid dynamics, specifically Claude—Louis Navier and Sir George
Gabriel Stokes. Solving Navier—Stokes equations provides flow properties, such as
density or enthalpy, in various points of the flow field. Deriving such equations
from first principles is not a trivial task [23].

Two mathematical formulations, specifically integral and differential, can be obtained
to describe the same problem and the two strategies to derive them are schematically
depicted in Fig. Equations for mass, momentum and energy conservation are
translated into integral or differential equations adopting either a finite control volume
or infinitesimal element model. These models use an Eulerian and Lagrangian reference
frame, respectively. Choosing one of the two models determines the final form of the
equations. Differences between the two models are described graphically in Fig.
The first one, which uses an Eulerian formulation, is based on the idea of a finite
control volume V which is a finite region of the flow domain with an arbitrary shape.
The surface surrounding the volume is called control surface and indicated with S.
Assuming the control volume fixed in space, the fluid flows through the control surface.
The second method, which uses a Lagrangian formulation, is described in Fig.
and it is based on an infinitesimal element which moves following the flow. Denote
t1 and t9 two values of time. The element is located at two different points in the
space since its path defines a streamline as shown in the picture. Properties such
as volume and energy change, too, and element’s velocities Vi and Vi can differ
in terms of magnitude and direction. However, its mass, i.e. the number of flow

particles forming the infinitesimal element, is constant.
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First principles

1) Conservation of mass
2) Newton’s second law
3) Conservation of energy
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Figure A.1: Derivation of Navier-Stokes equation.

The derivation of Navier—Stokes equations is described next for the finite control
volume. The physical principle of conservation for a generic quantity U is obtained by
equating the net flow out of the control surface to the time ratio of change of U inside
the control volume. Denote dS an infinitesimal area on the control surface S and n

as the corresponding unitary normal vector. The conservation equation of U is

gt///];Udv+//S(FC—FD).ndS=///VQVdv+//SQS-ndS (A1)

where V is the finite control volume, Fo = UV - n is the convective flux, Fp =
kVV - n is the diffusive flux with coefficient k, Q) is the volume source and Qg is
the surface sourceﬂ Replacing the scalar quantity U with density, leads to the mass

conservation equation (also known as continuity equation),

gt///vpdvju//sp(v-n)dszo (2H)

where p and V' are density and Cartesian velocity vector on the control surface,
respectively.  Volume and surface sources of mass are not possible and diffu-
sive flux of mass is zero as well. Hence, only the convective flux Fo = pV -
n affects the time ratio of the mass.

To apply the conservation law in Eq. to momentum, which is defined as the
vector quantity pV dV, a generalization of Eq. with tensor calculus is needed [3§].
Specifically, fluxes and surface source term are expressed by means of second order

tensors. The convective flux is fo = —pV'V where the tensor V'V represents the

'The divergence theorem is adopted so that [[[,(V -¢)dV = [[5e-n dS for a vector
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Figure A.2: Two points-of-view to derive Navier—Stokes equations.

momentum flux per unit massﬂ No diffusive flux for momentum is possible. Regarding
the volume source term Qy, it is given by external body forces pfe,+ per unit mass
applied to the control volume. The surface source term accounts for surface forces per
unit mass by introducing in the equation pressure p and surface stress tensor 7 - n.
The tensor 7 has size 3 x 3 and it includes elements accounting for both shear and

normal stresses in three dimensions. The resulting equation is

il v+ [y s-
///vp.fextdV—//Sp’ndS—i—//ST-’ndS

The energy conservation principle from thermodynamics is translated into an integral
equation by applying Eq. (A.1]) to the total energy per unit mass E. It is defined as the

sum of internal energy e and kinetic energy VTQ The convective flux for total energy

is then Fo = pEV. Fourier’s law of heat conduction [144] is adopted for the diffusive
flux Fp = —kVT with temperature T and fluid’s conductivity coeflicient k. Regarding
the volume source per unit mass, 0y, it accounts for both possible heat sources ¢ and
the work done by body forces pfert - V. The surface source term Qg is the sum of the

time rate of work done by the pressure force per unit mass (-pV') and by the shear

2Thgtensor product between a vector a with size N and a vector b with size M is a second order
tensor C with C;; = a;b; and i € [0, N], j € [0, M]. More details in [2I, App. A].
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stresses (T - V). The resulting equation for energy conservation is

gt///vadV—l—//SpE(V.n)ds_//sk,(VT.n)dS:
///y(pfm'vﬂf') dv_//spv‘nds—l—//s(T'V)-ndS

Equations (2.1)), (2.2) and (2.3]) are an integral form of Navier—Stokes equations for a

fixed control volume. Alternative formulations, which are not reported here for sake

of brevity, are needed when the control volume is either in a moving reference frame
or it deforms. An overview of such equations is available in [23, App. A.4].

The derivation of Navier—Stokes equation in differential form is limited here to
the mass continuity equation without loss of generality. The starting point is the
infinitesimal fluid element which moves following the flow, Fig. Its constant
mass is defined as product of density and infinitesimal volume, dm = pdéV. The

substantial derivativeﬁ of the mass is zero by definition.

Doém DoV Dp
- SYy=L = A2
b "o T%pr =’ (A.2)
It can be proven [7] that ﬁ%‘f = V - V and the mass conservation equation becomes
Dp
— =—-pV.V A3
D = P (A.3)

The same procedure adopted for mass continuity provides equations for both mo-
mentum and energy, resembling the strategy adopted in the previous paragraph for
integral equations. Although the complete derivation is skipped, the resulting set

of differential equations is reported here

Dp

= — -V 2.4
De pV (2.4)
DV _
'ODit = —=Vp+ VT + pfert (2.5)
D V2 . -
Po; et 5 | =pi+ V- (kVT) =V -(pV)+ V- TV) +pfeu-V 20

They represent the Navier—Stokes equations in a differential formulation and they are
analogous to Egs. . Specifically, Eq. expresses mass conservation, Eq.
is the momentum equation and Eq. imposes energy conservation.

Although integral and differential formulations are mathematically connected, some

differences can be found. The integral form allows discontinuities inside the control

3The substantial derivative of a scalar quantity U is defined as % = aa—lt] + V - VU. More details
in [7, Ch. 2].
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volume. In fact, their presence does not affect the integration process. Conversely, the
differential formulation assumes that flow properties are differentiable and, hence, no
discontinuities are allowed. In practice, this aspect must be taken into account when
dealing with discontinuities such as shock waves. The two formulations lead to different
CFD implementations and one of the two can be more suitable for a given problem

since it can avoid, for example, phenomena such as numerical oscillations [7].

Euler equations

Another set of aerodynamic equations, which is exploited in this work, was pro-
posed by Leonhard Euler who first described them in his work Principia motus flu-
idorum, written in Latin and presented at the Royal Academy of Prussia in Berlin
on August 31, 1752 [58]. Although Euler equations historically precede the Navier—
Stokes ones, they can be derived from the latter assuming an adiabatic and inviscid

fluid. For example, dropping all the terms concerning viscosity and thermal effects
in Eq. (2.442.6) leads to their differential form

Dp
o= VY
DV
Por = —Vp+pf (A.4)

D V2
it ) =p6—-V - (pV Vv
th(e+ 2) Pq (V) +of
Such equations represent a simplification of Navier—Stokes ones which discard viscous
effects. It is a valid assumption when applied to cases, for example, of fluid flows with
very high Reynolds numbers for which the boundary layer is very thin [23]. Shock waves
are still captured by solving Euler equations. However, interesting phenomena such

as interaction of boundary layer with shock waves cannot be simulated.
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Appendix B

Verification of Mode Tracing

The tracing procedure was applied in Chapters and [6] to identify flight dynamics
modes and the same implementation was verified by reproducing literature results. In
particular, a test case involving rigid-body and structural degrees-of-freedom was chosen
to perform a flutter analysis. It is a well-known case since its theoretical background
is given in [120] and results can be reproduced with an input file for Nastran which
is available in the MSC.Nastran handbook [101, Ch. 8, Example HA145A].

The configuration is composed of a lumped mass and an aerodynamic body con-
nected by means of linear and rotational springs as shown in Fig. This re-
sembles a wing and fuselage configuration. The system can translate freely in the
vertical direction and the three degrees-of-freedom for the system are y (fuselage
vertical translation), h (relative distance between wing and fuselage) and « (wing
rigid rotation). Denote m and mj the wing and fuselage masses, respectively. The

dimensional equations describing system’s dynamics are
myy — kph = —myg
mij +mh + Saé + kph = —mg — L(t) (B.1)
S, (y+h> + 16 + koo = — Spg + M(t)

where kj, is the linear spring constant, k, is the rotational spring constant, g is the
gravitational acceleration, S, is the static moment around the elastic axis and I, is
the inertia around the same axis. Aerodynamic lift and moment are denoted L and M,
respectively, and they are assumed to be function of time. The uncoupled wing plunging
and pitching frequencies are wy, and wg, respectively. The non-dimensional velocity, also
known as reduced velocity, is defined as U* = % where b is the wing semi-chord and

U is the dimensional free-stream velocity. Values for structural parameters were taken

directly from [120] in non-dimensional form or from [I0I] in imperial units.
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Figure B.1: Configuration for the body-free flutter analysis.

Equations (B.1)) are translated in Laplace domain and the set is rewritten in matrix

form for the tracing as
|40 (BU%) = ML+ CQ| 6 =0 (B.2)

which is a formulation very similar to Eq. . The matrix A,, depends on the
reduced velocity and the tracing is performed by changing 8. The first guess needed
by Newton’s solver to trace structural eigenpairs is given by structural modes and
frequencies in vacuum. The tracing starts from the rigid-body modes for the flight
dynamics ones. Flutter point is identified by checking real parts of the structural

eigenvalues since a positive value indicates an unstable system.

Three aerodynamic models were adopted to calculate the matrix Q. First,
Theodorsen’s model was implemented [138]. It is a well-known model for incom-
pressible flow which is widely adopted by the aeroelastic research community [22].
It provides expressions for lift and moment coefficients directly in frequency domain
by introducing the complex-valued Theodorsen function. In this case, the matrix
in Eq. depends on frequency only and the tracing method reduces to the p-k
method traditionally used for flutter analysis [72]. Secondly, Wagner’s time-domain
aerodynamic model was implemented. It assumes unsteady, incompressible and inviscid
flows [148] and it predicts aerodynamic performance of an accelerating flat plate with
great accuracy as reported in [I13] and demonstrated experimentally in [149]. When
Wagner’s model is used, the term @ in Eq. depends on both frequency and
damping. The tracing corresponds to the p method for flutter analysis [72]. Thirdly,
CFD aerodynamics based on Euler equations was adopted. Specifically, the same
combination of grid and solver exploited to produce results in Chapter [4] was adopted
for this case too. The grid is showed in Fig. [4.1(a)| while the steady state solution
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Figure B.2: Results from the body-free flutter analysis.

in depicted in Fig. An exact formulation for matrix CQ is used, specifically
CQ = —A5(Apy — )\I)_l Ayr, and it is computed on the fly during the tracing so
that the formulation coincides with the Schur complement method [143].

Results from the tracing performed with all the three methods are shown with a V-g
plot in Fig. for the fluttering mode. They are compared to the reference values
provided by Nastran. Regarding CFD aerodynamics, the critical speed is evaluated to
be 153 ft/s. The tracing started at 18 ft/s with an increment of 4 ft/s up to 300 ft/s and
each step converged with a residual of 1 x 107!2. These results compare successfully to
the ones provided by the p-k method implemented with Theodorsen aerodynamics. The
tracing started at 0 ft/s for the latter method and no structural damping was introduced.
The crossing happened at 156.5 ft/s. Regarding the Wagner model for the p method,
the real part of the eigenvalue is taken into account when calculating the aerodynamic
forces. As a consequence, the slope of the curve at the flutter point is different. In
the end, a flutter speed of 159.6 ft/s was found. All these values are compared to the
results from Nastran which adopts an approximation of the Theodorsen function [63].
The flutter speed is estimated in 158.6 ft/s and it corresponds to the bibliography
value found in [120]. In conclusion, the tracing was successful for all the aerodynamic
models and a largest error of 3% with respect to the reference was found in the flutter
speed calculation. Differences in the curve slopes in Fig. highlight the different
nature of the aerodynamic tools. However, the critical speed is not affected because
zero damping is assumed at flutter point. Regarding frequencies in Fig. a very
good agreement was found between results from the tracing and the literature reference.

Overall, the purpose of verify the correct implementation of the Newton’s method
was fulfilled. The theoretical formulation presented in Egs. was implemented
and verified by solving Eq. for a literature case using multiple aerodynamic tools.

Results confirmed the correct implementation and the reliability of the method.
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Appendix C

Short Period and Phugoid

Approximation

Flight dynamics modes such as short period and phugoid can be estimated using
stability derivatives [34], [I55]. This represents the traditional approach which is in-
dependent from the aerodynamic model as long as the stability derivatives are avail-
able. Such model served in this work as verification for the CFD methods and to
estimate flight dynamics eigenvalues as discussed in Section [5.3] In this appendix,
its implementation is described and the model is verified by reproducing bibliogra-

phy results in both time and Laplace domain.

The external forces and moment in Eq. (2.37) are expanded with Bryan’s ap-
proach [28]. They become

Fy = Xyu + Xt + Xpw + Xt + Xgq + Xgq + Xob + X450 + X50 + Xy
F. = Zyu+ Zyti+ Zyw + Zith + Zgq + Zgd + Zob + Zy0 + Zs6 (C.1)

M, = Myu + Myt + Myw + My + Myq + X4 + Mg + My + Mo

and two additional external forces are added to account for engine thrust n and con-
trol surface deflection 0. Thus, the flight dynamics equations (2.37)) for longitudi-
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nal dynamics are rewritten in matrix form as

m — Xﬂ —Xu', —Xq' 0 U Xu Xw Xq 0 u
—Zfd m — Zu', —Zq 0 w N Zu Zw Zq 0 w
—Mﬁ —Mu', Iy - Mq 0 q Mu Mw Mq 0 q
0 0 0 1 0 0 0 0 0 0
0 0 —mW, —mgcosby U
n 0 0 mU., —mgsinfy w
00 0 0 q
00 1 0 0
X5 X,
Z 0
+ > s+ n
M 0
0 0

(C.2)

They can be integrated in time to simulate an initial disturbance analysis or a re-
sponse to elevator deflection. Alternatively, they can be translated in Laplace do-
main for an eigenvalue analysis. Discarding inputs and focusing on the homoge-

neous form, the eigenvalue problem becomes
(A= X)w, =0 (C.3)

where the Jacobian matrix A is obtained from Eq. (C.2)) as

-1

m—Xy =Xy -X; 0 Xy Xo Xy—mW. —mgcosby

A —Zy m—Zy —Z; 0 Zu Ly Zg+mU. —mgsinby
— M, My I,— My 0O M, M, M, 0
0 0 0 1 0 0 1 0

(C.4)
with 6y indicating the pitch angle at equilibrium conditions. This model was implemented
in Python and it requires the stability derivatives as input.

Two cases are reported here as verification of the implementation. The first
one is taken from [I55, p. 269]. The velocity is Us, = 175m/s with air density
p = 1.10kg/m?, mass m = 10000kg, inertia I, = 144000 kgm? and gravitational
acceleration g = 9.81m/s?. The aerodynamic coefficients are provided for wing
Clayw = 4.5rad™!, tail Cr,, = 3.2rad™!, elevator Cr,, = 1.5rad™! and the drag
coefficient Cp = 0.1. The geometry of the aeroplane is defined by wing chord ¢ = 2m,
wing surface S, = 30m? and tail surface S; = 7.5m? while the three-dimensional

effects are taken into account with a downwash factor k. = 0.35. The distance between
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Figure C.1: Results of operator-based mode identification compared to reference solution

provided in [I55].

the centre of gravity and the wing aerodynamic centre is denoted L., while L; is the
corresponding distance for the tail. The derivatives in Eq. (C.1|) are expressed by
means of a combination of geometric quantities as well as wing and tail aerodynamic

coefficients. As a result the only non-zero derivatives are

1
Ly =— §ono (SwCLaw + StCLat(l - ke) + SwCD)

1
Zq = — ionoStCLatLt

1
Z(; = — §pUgoStCLae
(C.5)
1
My =+ 5pUse (SuClawluw = SiCrar(1 = ke)Lt)

1
My = = 5pUsoSiCra; L

1
Ms = — §pU§oStCLaeLt

and this formulation allows for a short-term approximation involving the short pe-
riod mode only. Results are provided in literature for the response to 1 deg eleva-
tor deflection and a comparison is provided in Fig. [C.]] for the angular velocity and
pitch rotation. The response matches for both quantities while a similar agreement
was obtained for the other flight dynamics unknowns. The short period frequency

was estimated in 0.3 Hz with Eq. (C.3]).
The second case chosen for the verification was taken from [34, p. 106]. Parameters

are given in imperial units with p = 0.00238slug/ft3, velocity U, = 305 ft/s, mass
m = T46slugs, inertia I, = 65000 slug/ ft? and gravitational constant g = 32.2ft/s%.
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Table C.1: Stability derivatives taken from [34, p. 1006]

Variable | Horizontal force X ‘ Vertical force Z ‘ Moment M
u -26.26 slug/s -159.64 slug/s 0
w 79.82slug/s -328.24 slug/s -1014slug ft/s
w 0 0 -36.4slug ft/s
q 0 0 -18135slug ft2/s
n 0 -16502slug ft/s%/rad | -303575slug ft/s?/rad
1.5 T - - - - - - 25
2.0
ED) g 1.0
£ o5
2
0.0
2% 40 20 30 40 50 60 70 80 0% 40 20 0 40 0 60 70 80
Time [s] Time [s]
(a) Horizontal velocity (b) Pitch rotation

Figure C.2: Time-domain integration performed using the results reproduced from [34].

Values of the stability derivatives are provided and reported in Table for reference.
Notice that some of the derivative in the horizontal direction X are available. This
allows for the calculation of the phugoid mode. Solving Eq. ((C.3)) for this case, lead

to two pairs of complex-conjugate eigenvalues, specifically

Asp = —0.44586984133 + 2.164371928867
(C.6)
App = —0.0166306948626 + 0.147431081456

The first one, Agp, has a frequency of 0.34 Hz and it is associated with the short period
mode. The second one has a frequency which is lower by an order of magnitude and
it correspond to the phugoid mode. Their values are provided by the bibliographic
reference as solutions of the equation (s? + 0.033s + 0.022)(s? + 0.893s + 4.884) where s
is a complex variable. They are s; = —0.0165 £ 0.14747 and s = —0.4465 + 2.164¢ and
they match the results obtained from the model. Equations were then integrated
in time for an initial disturbance in angular speed of ¢ = 0.01rad/s and results are
shown in Fig. Short term oscillations are visible in Fig. These are given by
the short period mode and they quickly disappear because of the large damping. Slower
oscillations with a longer period are instead associated with the phugoid mode. They

involve the long-term dynamics and affect the horizontal speed as shown in Fig. [C.2(a)]
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